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ITpemucioBue

ODTa KHUra BO3HUKJIA U3 3alMCOK JIeKI1il, KOTOpble aBTOPhl YUTaM B [TOCTIeAHLE
JecATh JieT [aHrymiickoe uzaanue Beinio B 2008 rony] B yHUBepcuTeTax bepkim u
CaH-/luero [y CTyIeHTOB MJIAIIINX KYPCOB. 3a 3TO BpeMs KypC CUJIbHO U3MEHUT-
cA. OTyacTy 370 OBLJIO CBA3AHO C TeM, YTO CTYeHTHl peJKO UMeIOT OIBIT CTPOruX
paccyxAeHHUI 1 HaM NPUIIJIOCh C 3TUM CYMTAaThCA, OTYACTU — C 3BOJIOLIEN caMo-
ro npeamMeTa JieKIuii. Beioop MaTepuasia olpeiesiisics JIOTUKOM pacckasa, v MBI He
NpeTeHyeM Ha SHIMKJIONEeUYHOCTh U OTCTYIIWJIM OT TPaJAuLMH, BKFOUYUB HEKO-
TOpble TeMbl. MBI cTapamich BBIAEJIATh UJIEH, Jiexalliie B OCHOBe JI0Ka3aTesbCTB,
U He 3J10ynoTpe6sATh popMa3MoM — B HaJiex e, 4TO 9TO cliejlaeT MaTeMaTruye-
CKYI0 CTPOTOCTb OOJiee pUBJieKaTeJIbHOMN.

Crenys ucTopuM, Mbl pellnyi HaudaTh Kypc (yacth I) ¢ aqroputmos, pabo-
TAWIUX ¢ YucjaMyd. HauaB co 3HAKOMBIX MOHATUH (IIPOCTOTa, pa3jioXkeHUe Ha
MHOXWUTEJI), Ml 3aTeM paccMaTpUBaeM aJTOPUTMBI YMHOXEHU, COPTUPOBKYU U
MoVCcKa MeJlMaHbl, OCHOBAaHHBIE HA MpUEME «pa3fiesisiil U BJACTBYH». Takxe MbI
paccMaTpuBaeM aJropuTMm OvicTporo npeobpasoBaHus @ypee. anee (dacts II)
MBI IIepexo UM K TpaAWLMOHHBEIM TeMaM BBOJHOI'O Kypca: CTPyKTypaMm AaHHBIX
u rpadam. 37ech MBI CTpeMUMCA ITOKa3aTh, KaK COBCEM KOPOTKHE aJTOPUTMEI
(HecKOJIbKO CTPOK KOZa) IT03BOJEIOT peniaTh I0OBOJIbHO CJIOKHEIE 3ajauun. [Ipu xe-
JIaHWUM CJleIoBaTh TPaAULIMOHHOM cXeMe Kypca MOXHO Hauath ¢ yacTu II (koTopas
He 3aBHCUT OT IIpeJplAylero Marepruasa, He cuutas «[Iposora») u OTJIOXUTb Ma-
TepuaJ 4acTu I «<Ha oTomM» (ecsm ocTaHeTcsA BpeMs).

B vactax I u II MBI 1M3J1laraeM HeKOTOpPBIe TPUEMBI, TI0JIe3HbIe 11 3a/a4 olpe-
JEeJIEHHBIX KJIACCOB («pa3fiesiail U BJIACTBYI», XKaaHble aJTOPUTMBI). B wacTtu 111 Mbl
rnepexoauM K 6oJiee 00ImuM MeTofaM U pazbrupaeM AUHaMUYECKOe IPOrpaMMUpO-
BaHUe (IocTapaBIINCh U3JI0KUTDH €ro 6oJiee IMOHATHO, YeM 3TO 4acTo JeslaeTcsa) U
JMHeNHOe NporpaMMHUpOBaHue (CUMILIeKC-MeTO/l, ABONCTBEHHOCTb, IIpe/icTaBJle-
HUe KOMOMHATOPHBIX 3a7a4 B BUJe 3a7a4 JMHENHOro nporpaMMupoBanus). Ha-
KOHell, B yacTu IV MbI o0cyxjaeM aJropATMHU4YecKku TpyaHble 3agauu (NP-nosHo-
Ta, 3BPUCTHYECKIe aJlTOPUTMEI, KBaHTOBEIE BEIUMCIIeHNA). B Tore Mbl 3aMbIkaeM
KpYT, BEpHYBIINCh K 3ajjaue pa3jioKeHUs Ha MHOXHUTeJM 1 pa300paB KBaHTOBHI
asroputm lopa.

[TapasuleslbHBIE OCHOBHOMY TeKCTY Bpe3KHU IOCBAIEeHbl NICTOPUHU Pa3BUTHA 00-
JIacTy, NMPaKTU4YeCKUM NPUJIOKeHUAM (0coOeHHO CBSA3aHHBIM C MHTEPHETOM) U
MaTeMaTH4eCKUM OTCTYIIJIEHUAM.



I'naca 0
IIpoJior

Kyma HU mocMoTpu — Be3fle KOMITbIOTephl. TOproBJid, pa3BjleueHus, MPOU3BOJ-
CTBO, MeJUIIMHA — BCE 3TO BHITJEAAEJIO OBl cOBCceM MHaue 6e3 KoMNbIOTEPOB. [Jaxe
reHepaJibl ¥ Tpe3nieHThl TOHEMHOTY YYaTCsA UMY M0JIb30BaThCsA. I3 IByX TEXHOJIO-
rUyecKux IIPOPHIBOB, CJeJIABIINX BCe 3TU Uyieca BO3MOXHBIMU, OUH OYeBUIeH —
3TO KOJIOCCAJIbHBIM Mporpecc B 00JIaCTH TEXHOJIOTUY pa3paboTKU U IPOU3BOACTBA
MHKPOCXeM, KOTOpPhle CTaHOBATCA MeHbllle, ObICTpee ¥ 9KOHOMUYHEee C KaXXAbIM
TOOM.

Ho Hamia kHura nocssiieHa ApyroMy IpopeIBy — U300peTeHuI0 3(pheKTUBHBIX
aroputMoB. OH He CTOJIb 3aMeTeH, HO He MeHee BaXkeH 1 He MeHee yBJieKaTeJieH,
Tak yTo HGpocaiiTe CBOU Jiejla — U BIlepén, 3a Hamu!

0.1. KHUru 1 aJIroOpuTMBI

B 1448 rogy B HemernikoM ropoge MatiHile 1oBesmp o nMmenu Voranu I'yren6epr
npuAyMas, YTo MOXHO IeyaTaTh KHUTH, Habupas TeKCT U3 OTHeJIbHBIX JITep.
MpauHoMy cpeHEBEKOBbIO MPUIIES KOHell, HAyKU U UCKYCCTBA pacliBesy, 3aTeM
HayvaJslach MHAyCTpUabHasA PEBOJIOIUA U BCE Takoe. MHOIrMe NCTOPUKU BUJAT B
aToM 3aciyry 'yreHb6epra — u AeiCTBUTEJIbHO, MUP OBLI OB COBCEM JPYTHUM, €c-
JI1 KHUTY HYXXHO OBLJIO0 OBI IepenceiBaTh BPyYHYI0. Ho Apyrue OTBOJSAT TJIABHYIO
POJIb MeHee 3aMeTHOMY NU300peTeHUI0 — BO3HUKHOBEHUIO QJIZ0PUMMOG.

Celiuac Bce ¢ MyIa/IpIX HOTTel IPHUyYeHHl K JeCATUYHOHN cucTeMe. A Mex Iy TeM
I'yrenbepr 3anucas 651 1448 rog kak MCDXLVIIL. CMoxeTe Ji1 BBl BEIYMCIMTD CyM-
My MCDXLVIII +DCCCXII? a mpousBeaeHue 3tux uncesn? Ckopee Bcero I'yreHGepr,
KakK 4eJIoBeK YMHBIN 1 00pa30BaHHBIH, MOT CKJIAABIBATh U BEIUUTATh HeOoJbIlLe
YyycJia Ha najblax; i 6oJiee cepbE3HBIX BBIUYMCJIEHUN OH JOJDKEH ObLI ObI 06pa-
TUTHCA K ClIeihamcTaM, YMeoIUM CIUTaTh Ha abake.

JecaruuHas cucreMa, nzobperéHHasa B Uuauu okosio 600 roja H. 3., Ipou3BeJia
PEBOJIOLINIO B TEXHOJIOTUY BBIUKCJIEHHUI: OHA MO3BOJIAJIA C IOMOIIbI0 BCETro JIMIIh
JeCATU CUMBOJIOB KOMIIAKTHO 3allMCBIBATh OOJbINME YHMCJIA U BBHIIIOJHATE apudme-
TUYeCKHe Olepariy Kak Mocje0BaTelbHOCTh IIPOCTHIX maros. HecMoTps Ha Bce
3TU NPEUMYIIeCTBa, IeCATUYHAsA CHCTeMAa paclpoCTPaHUsIach [0 MUPY He cpazy —
Kak Bcerja, CKa3aJch PacCTOSIHUSA, A3BIKOBBIE U KYJIbTYpHbIe 6apbephl. bosbInyio
poJb B €€ pacnpocTpaHeHUM Chirpajla KHUTa, HanmucaHHas mo-apabeku B IX Be-
ke. E€ aBTop xua B Barnane, 3Baym ero aib-XopesMy, U B HeMl OH ONMcaJl MeTOo-
Bl CJIOXKEHUS, yMHOXEHUS U JieJIeHUsA B NIeCATUYHOH cucTteMe (M [axe BBIYKCIIe-
HUA KBaJPATHBIX KOpHeN 1 rudp uncia 7). MeToapl 3Tu TpeboBa aKKypaTHOTO
(«MexaHU4eCcKOro») BBIMOJIHEHUA YETKO ONMCAHHBIX JIeICTBUN U rapaHTHPOBaJI



8 I'masa 0. Ilposnoe

OJIyY€eHe IPAaBUJIbHOTO Pe3yJbTaTa — KOpoUe FOBOPSI, OHU OBLIIM AWI20pUMMaMU,
KaK MBI cKa3aym Ol cefiyac. Ho caMo CJI0BO areopumm NOsIBUIIOCh MHOTO JIeT CITy-
CTs1 ¥ IPOU30ILTIO KaK pa3 OT UMeHU ajb-X0pe3MHu.

C 5TOro BpeMeHH JeCcATUYHAs CHCTeMa M OCHOBaHHbIE HA Hell YHCJIeHHBIE aJl-
TOPUTMBI UT'PAIOT [[EHTPaJIbHYI0 poJb. Be3 Hux He Ob1I0 6B HU HAyKU, HU TEXHU-
KU, HJ OBICTPOTO Pa3BUTHA HPOMBIILIEHHOCTH U TOPrOBJIM. A KOTAa HOSBUJIVCH
KOMITBIOTEPEHI, IO3ULUOHHAsA cucTeMa (IIpaBa, JBOMYHAA, a He NeCATUYHAs) Jier-
J1a B OCHOBY IIpeJICTaBJIeHNs Yrcesl B UX MaMATH. HOBBle aJropuTMbl CaMOro pas-
HOTO pOJia MOSABJIAIOTCA KaXBIN rofi, Bcé 60Jbllle pacupsis BOZMOXHOCTH KOM-
MbIOTEPOB — M MEeHsAA Halll MUP [0 Hey3HaBaeMOCTH.

0.2. Beruucyenue yrces ®uboHavqu

B nocnenoBarenmsHOCTH DriOOHAYYM
0,1,1,2,3,5,8,13, 21, 34, ...

KaX</JIplii 4JleH paBeH CyMMe JBYX IpeiblAyIIuX:

Fn—l +Fn—2: n>1:
F,=141, n=1,
0, n=0.

OTO ofHA U3 CAaMBIX 3HAMEHUTHIX [T0CJ/Ie[I0BATEIBHOCTEN — ITOYTH KaK I0CJIeZJ0Ba-

TeJbHOCTDh cTereHel Apoiiku. Uncsa ®uboHavyuu pacTyT noumu Tak e OBICTPO,

KakK cTeneHU JBOMKU: Hampumep, Fs, OoJbllle MAJUTMOHA, a B IECATUIHON 3amu-

cu Fygo yxe 21 nudpa. Yncso F, papHo npumepto 2% (em. ympaxsaenue 0.3).
Kak Berumcsiath yncia ®GuboHavyun?

OKCIIOHEHIa/bHbIN aJIroOpUTM

BykBaJyibHO cijleflysd peKypCUBHOMY OIIpeliesIeHUI0, IOoJlyyaeM CJIeAyloLuil aro-
PUTM.

dymxmma FIB1 (n)

ectu n=0: BepuyTs O

eciu n=1: BepayTs 1

BepryTh FIB1(n— 1)+ FiBl(n —2)

HanucaB aaroput™, Ml JOJDKHBI CIIPOCUTD cebs:

1. KoppekTeH m OH?

2. KakxoBo Bpems ero paboTsl (B 3aBHCUMOCTU OT 11)?

3. CymectByeT Jiu 60Jiee GBICTPBIN aropuTM?

B HarieM cjiy4yae rmepBblil BOIIPOC He UMeeT 0co0O0ro CMBICIIA, IIOCKOJIbKY aJIro-
PUTM MOBTOPsIET OnpeesieHre. i1 OTBETA Ha BTOPOi BOIIPOC 0603HAUNM Yepe3
T(n) Bpems paboTth (uuciio omepanuii) ayropurMa FIB1 Ha Bxoge n. fIcHO, 4TO
st n < 1 3navenue T(n) He Gosbiie ByX, a gajiee T(n)=T(n—1)+T(n—2)+3
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(Z1Ba peKypCUBHBIX BBI30Ba, JiBe IPOBEPKU 3HAUEeHUA N U cJioxkeHne). CpaBHUB 3TO
HEPAaBEHCTBO ¢ ompejeseHueM F,, Mbl BuauMm, uto T(n) = F,. TakuMm oGpasom,
BpeMs paboThl aJTOpUTMa pacTeT 3KCTIOHEHYUATbHO C POCTOM 1, YTO O3HayaerT,
YTO OH MpaKTU4YeCcKU Oecriosie3eH Ha IpakThke. HanpuMep, Ay BEIYMCIIeHUA Foqg
nonafo6ures okoso 2138 onepanuit. Ha 5To naxe CynepKoMIIbIOTEPY, BHIOJHSIIO-
memy 40 TPUJUTMOHOB ONEpaIii B CeKyHy, MOHaA00UTCA 2°% ceKyH,

EcTb Takoe HabmofeHNe, Ha3bIBaeMoe 3aKOHOM Mypa: Kaxablii TOf KOMIIbIO-
Tephl CTaHOBATCA OblcTpee mpuMepHo B 1,6 pas. IIpeacraBum ceGe, UTO Takoe
MPOIMTCA elllé HeKOTOpoe BpeMA M IOCMOTPUM, MHOro Jm yuces druboHaquu
HaM yJacTCs BBIYMC/ATE. BpeMsa paboThl ajroputMa FIB1 pacTéT npumepHO Kak
206941 ~ 1,6". Ec/M cerofjHs KOMIbIOTEpP MO3BOJET BHIUUCIUTD Fiqo, TO depes
rog Mbl BHIUMCIMM F(;, Yepe3 ABa roga — Fig,. U Tak masee, o ogHOMY 4UCIy
B rofl.

HWrak, Hall aJTOpUTM KOppeKTeH, HO 6e3HaféxxHO HeaddekTuBeH. CyliecTBy-
eT i 6oJiee OBICTPHIN aJTOPUTM?

ITosmHOMMABHBIN aJITOPUTM

[ToneITaeMcs MOHATD, TOUeMy ke aropuTM FIB1 Takoil MenienHsIil. Ha puc. 11o-
Ka3aHO [epeBO PEKYypPCUBHEIX BHI30BOB. BUHO, UTO aJrOpUTM MHOTO pa3 BHIYIC-
JieT ofHO U TO Xe. PazymHee ObLJI0 Obl COXPaHATH IPOMEXYTOYHbIE PE3yJIbTATHI
(3nauenus Fy, Fq, ..., F,_1):

dymxmma FIB2(n)
ecmm n=0: BepuyTs 0
cosmaTs Maccue f [0...n]

fI0] <0, f[1]<1

o [ oT 2 mo n:
flil—fli—-1]+f[i—-2]
BepuyTh f[n]

Puc. 1 JlepeBO peKypCUBHBIX BEI30BOB

e \
/ \ / \
ay AN _/ \n

n4Fn5 n4Fn5 n

6
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Kak u B ciiyuae mpeApigyiero aJroputMa, KOppeKTHOCTb 37iech oueBuAHA. Ka-
KOBO Xe BpeMsA paboTel? L{ukyi noBTopsieTca n — 1 pas, u Bpemsa pabOTHl ajro-
putma FIB2 stuHetiHo no n. Ilepexof OT 5KCIIOHEHNIMAILHOr'O K NOJMHOMHAIBHOMY
(B maHHOM cCJIyyae JIMHEHHOMY) BpeMeHM pabOoThl paJuKajbHO MeHsAeT AeJo. Te-
nepb Foqo U Jaxe Fygp000 MOKHO BHIYMCIMTH Ge3 Tpymal: cekpeT ycrexa — B mpa-
BIJIbHOM aJTOpPUTME.

BoJiee JZ[ETaJ]BHI:Iﬁ aHaJm3

JIo cux mop MBI OIfeHMBAJIM YMCJIO ONlepaliii B aJropUTMe 1 HEesABHO IpeJroJia-
raju, 4YTo Bce ollepalliy 3aHMMAT OAHO U TO Xe BpeMA. DTO yA0OHO, XOTA Ha
JeJie Kax asa onepanusa pa3duBaeTcs nporeccopoM Ha elié 6oJiee MeJKue naru u
KOJIMYeCTBO U JUIMTEJIbHOCTh 3TUX IIaroB MOTYT OBITh Pa3HBIMHU.

EcTb B HameM aHasm3e 1 6oJiee CylleCcTBeHHOe YIIpollleHre: Mbl CYUTAJ CJIO-
JKeHMe 3a OfMH IIar, He yYUThIBasAg pa3Mephl cjlaraeMblX. DTO pa3yMHO, €CJIM 9HC-
J1a TIOMEIATCA B ofuH peructp (32 mm 64 6ura). OgHako B ABOWYHOM 3amu-
cu n-ro yucisa dubonavuu okosio 0,694n GUTOB, U OHU OYEHb CKOPO I1epecTainT
noMeniatbcsa. ApudmeTrnyeckre onepanuy Ha 4ucjax [IPOU3BOJIbHON JJIMHBEL He
MOTYT OBITh BBITIOJIHEHBI 32 OMH 1Iar. IIoaToMy HyXHO 60Jlee ieTalbHO OLleHUTh
BpeMs paboThl aJropuTMa.

B rnaBe 1MbI yBUM, UTO CJIOKEHME IBYX N-OUTOBBIX 4KcesI TpedyeT BpeMeHHU,
[IPOINOPIIMOHAJIBHOrO 1 (cJIoXkeHue B CTOJIOMK). 3Hauut, ayroputm FIB1, BEINOJ-
HsA U okoso F, crioxenuii, Tpedyet okoJio nF, anemeHmapHsix onepayuti. s
anroputMa FIB2 BpeMms MpONopIHoHaIbHO n%, 4TO MO-MpeXHeMy He TaK MHOTO.

Modicem 6vims, ecmsb ewjé 6ostee 6bicmpdlil ateopumm? OxkasbiBaeTcA, YTO Ja:
cM. ynpaxHeHue 0.1

0.3. O-cuMBOJMIKA

OneHuBas npuMepHOe BpeMs paboThl aJIrOpUTMa, BaXKHO IIOHMMATh, YeM MHI IIpe-
HeOperaeMm, a 3a ueM cjeguM (YTOOBI He MPOMYCTUTh IJTABHOE U He KOIMAaThCsA B
HeCYIIeCTBeHHBIX JleTajix). PacmpocTpaHEHHBIN TTOIX0] — OLIEHUBATh BPeMs pa-
60THI asropuTMa (Kak QYyHKI[UIO OT pa3Mepa BXOJA) C TOYHOCTHIO [0 OTPaHUYEeH-
HBIX MHOXUTesIeH. [Ipu 5ToM omubKa B /iBa pa3a WM Aake B ThICAYY pa3 CYMTAET-
cs1 IONYCTUMOH, B TO BpeMs KaK pasHHUI[a MeX Iy N 1 N CYMTaeTCA CyllecTBEeHHOI.

[Ipu Takom moaxojie HeT HaJOOHOCTH pa30UpaThCA B AJMTESIHHOCTU 3JleMeH-
TapHBIX OIlepallyii, X0TA B peajbHBIX IPOIleccopax pa3Hble KOMAaH/bl pa3Jiarai TCA
B [1OCJIEJOBATEJIBHOCTH MUKPOKOMAH/T PA3HOU JJIMHBI ¥ 3aHUMAIOT Pa3HOe BPeMs.
BaxxHO TOJIbKO, UTO BpeMs JE0OOI oneparuyl OrpaHUYeHO HEKOTOPOH KOHCTaH-
Tol. Jlpyroe cjiefcTBHE TOTO Xe MOJXOJa: ecJi, CKakeM, aJrOPUTM BHIMIOJHSIET
5n° + 4n + 3 aJeMeHTapHBIX OIepanuii Ha BXoje pa3Mepa n, Mbl MOXeM OT6pO-
CUTh craraeMble 4n u 3 (KoTopble P GOJBIIAX N MaJbl IO CPaBHEHMIO ¢ 5n°).
BoJiee TOro, MBI MOX€eM OTOPOCUTH Y MHOXUTEJIb 5 B CTapIIeM cjiaraeMoM (depes
HECKOJIbKO JIeT KOMITBIOTEPHI CTAaHYT B IATH pa3 ObICTpee) U cKa3aTh, YTO BpeMs

10 pasHuIe Mexay IoJMHOMUAaJIbHBIM U SKCIIOHEHIaJIbHBIM POCTOM CM. UCTOPHIO B I'JlaBe 8.
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Puc. 2. CpaBHeHMe KBaJApaTUYHOU U JIMTHENHON (PyHKITHL

100, n?
90
80
70
60
50
40 2n+ 20
30
20

10
0o —
01 2 3 456 7 8 9 10

paboThl agroput™a ecth O(n®) (IPOU3HOCUTCS KaK «0 GOJBIIOE OT 3H B KyOe»).
Cetiuac Mbl 06BSICHUM CMBICJ 3TUX O-0003HAYEHUH.

[lycTp mausl Ase dyukiuuu f(n) u g(n) HaTypaysbHOTO aprymeHTa n, 3Ha-
YEHUSAMY KOTOPHIX ABJHIOTCSA MOJIOKUTENbHBIE IeACTBUTENbHBIE YKcia. [o-
BopAT, uto f = O0(g) («f pacTér He GhICTpee g»), eCJM Cyujecmayem maxkas
KoHcmanma ¢ >0, umo f(n) <c- g(n) o ecex n € N.

Jpyrumu cioBamu, f = O(g) o3Hauaer, uto oTHoirenue f (n)/g(n) orpanunue-
HO CBEPXY HEKOTOPOU KOHCTAHTOM.

3anmch f = 0(g) MOXHO YUTATh KaK «f < g ¢ TOUHOCTBIO [0 KOHCTaHThI». [Ipu
3ToM, ckaxeM, 10n = O(n). HecMOTps Ha TaKyi0 HOrPEIIHOCTh MIPU MAaJIbIX 11, MbI
MOX€eM CpaBHUBATh NOBeeHNe PyHKIMI pu 6oybIIix n. Hampumep, mycTs OOuH
anroput™ Tpebyer f;(n) = n? maros, a BTopoii — f,(n) = 2n + 20 (cm. puc. 2). Ka-
KO M3 HUX Jy4uie? DTO, KOHEUHO, 3aBUCUT OT 3HAUEHUs Nn: MepBHIi Jydllle BTO-
poro npu n < 5, HO CUJIbHO XyXXe MpU 60JIbIIIOM n. B Hammx 0603HauYeHUAX MOXHO
cKazaTb, uTo f, = O(f;), HO f; # O(f,). B camom fente, oTHOIIEHME

271;;20 _ % i_(z) <22
OrpaHHYeHo, a
n? n? n

_r >
2n+20 7 22n 22

— HeT.
[IycTh eCcTh ¥ TPETHUH aJTOPUTM, BpeMsi paGoThl KOTOPOro paBHoO f3(n)=n+ 1.
Jly4ire ym oH BTOporo? J[a, KOHEYHO, HO BCETO JIMIIb B HECKOJIBKO pas, U f, =O0(f3)
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1 HaoOOpoT. B camom pete,

fo(n) _ 2n+20 £
f3(n) n+1 foln) =7

O6o3Hauenne O(-) MOXHO CYMTATh aHAJIOrOM <. AHAJIOTH [UIA = U = TaKHe:

<20

f =90(g) (f pacTér He Me[JleHHEee g, C TOYHOCTHIO JIO KOHCTAHTHI) O3HAYa-
er g =0(f);

f=0(g) (f u g UMeIOT OAMHAKOBBII MOPANOK POCTa) O3HAYAET, UTO [ =
=0(g) u g=0(f).

Jlst paccmaTpuBaeMbix HaMu GyHKIuE fr = O(f3) u f; = Q(f3).

Brarosiapsi O-CUMBOJIMKE MBI MOXeM 3aMeHMTh 3n” + 4n + 5 Ha ©(n?), npe-
Hebperas ocTaJbHBIMU CJIaraeMbIMU. BOT HECKOJIbKO OGIMX [TPAaBUJT TAKOTO Poja
3aMeH:

1. [TocTosIHHBIE MHOXUTE MOXHO omyckaTth. Hanpumep, 14n? mMoxHO 3ame-

HUTH Ha N2,

2. n pactér 6eicTpee n® i a > b. Hanpumep, B IPHCYTCTBHH CJIATaeMOTO 1
MOXHO MpeHe6peyb cjaraeMbIM .

3. Jhobas sKcIoHeHTa pacTET ObIcTpee JEOOOro MHOro4seHa (rmomHoma). Ha-
npumep, 3" pacTér GuicTpee n’.

4. Jo0ot1 no/mHOM pacTeT 6eicTpee ymoboro jorapudma. Hanpumep, n (u ga-
xKe /1) pacTét GeicTpee (log n)®; MBI He ykasbiBaeM OCHOBaHHs Jorapudma, I1o-
CKOJIbKY 3aMeHa OCHOBAHUA MPUBOJUT JIUIIb K YMHOXEHHIO Jiorapudma Ha KOH-
crauTy. [To TeM xe npuduHAM n’ pacTéT 6bicTpee n log n.

He mogymatiTte, 4TO Ha ITpaKTHKe HUKOT'O He MHTEPECYIOT IOCTOAHHbIe MHOXU-
TeJIM: yCKOPeHNe aJTOpuTMa BABOe MOXKeT OBITh BecbMa TPyA0EMKUM, HO HEOOHI-
yaliHO BHITOAHBIM. HO 111 Havasa pa3syMHO OLleHWTh CUTyalMl0 B IIepBOM IIpU-
6/noKeHnY, 1 O-CUMBOJIMKA TYT BechbMa II0JIe3Ha.

YnpaxHeHus

0.1. Beisicuute, BepHO i, uTo f = O(g) u f = Q(g) (BO3MOXHO, BEPHO U TO, U
apyroe, Torma f = 0(g)) s ceayoumx QyHKIUI:

f(n) g(n)
(a) n—100 n—200
) nl/2 n2/3
() 100n+logn n+ (logn)?
(d nlogn 10n log (10n)
(e) log(2n) log(3n)
(H 10logn log(n?)
(g n'o nlog® n

(h) n?/logn n(log n)?
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€)) n0.1 (log n)lo
@) (log n)lsn n/logn
&K Vn (log n)®
a  nl2 5log; n
(m) n2" 3"
(Il) on 2n+1
(0) n! 2n
(P (logn)sn  200am’
Q 2”: ik nk+1

i=1

M= He yKa3plBaeM OCHOBaHMe JiorapudMa B Tex cJlyyasx, Korja OHO He urpaeT
poJm.

0.2. TTokaxuTe, 4TO /IS IPOM3BOJIBHOM KOHCTAHTHI ¢ > 0 dyHkiua g(n)=1+c +
+c%+...+c" ecth

(a) ©(1), ecrm ¢ < 1;

(b) ©(n), ecrm ¢ =1;

(c) ©(c"), ecom ¢ > 1.

Jlpyrumu cJioBamu, B CyMMe yOBIBAIOIIE reOMETPUYECKOM ITPOrPpecCuy MOX-
HO OCTaBUTH JIMIIb MTEPBBIH YJIeH; BO3PACTA0IIel — NOC/IeJHUM, a TOCTOSSHHON —
KOJIMYECTBO YJIEHOB.

0.3. HamomHuM, 4to B nocjefoBaTtesbHocTH ®uboHawun Fp =0, F; =1, F, =
=F,_; +F,_,. Yoemurech, 4TO y JAHHOUN MOCJIEIOBATEJIbHOCTH 3KCIIOHEHIINAJIb-
HBIH IOPAAOK POCTA, MOJIyYUB TaKUe OL|eHKU:

(a) JlokaxwuTe 110 UHAYKIMY, uTo F, > 2%°" mpu n > 6.
(b) Haiimute koHcTaHTy ¢ < 1, 1y kotopoit F, < 2™ mpu Bcex n = 0.
y > n
(¢) J/11 xaKoro MakCUMaJIbHOTO ¢ Bl MOXeTe JJoKas3aTh, uto F, = Q(2")?

0.4. MoxHo ym yckoputh ayroputm FIB2 (c. 9)? Oka3sbiBaeTcs, 4TO 3, €CJIM UC-
MOJIb30BaTh MaTpuLEl. 3anuiieM paBeHcTBa F; = F; u F, = Fy + F; ¢ noMoIb1o

MaTpHUIl:
F,\ _ (0 1\ (F,
F,)=\11) \F )
AnasyiornyHbIM 06pa3om,

(2)=( ) ()= ) ()

¥ BooOIIIe
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01
3HauuT, 1 BeluMceHuA F, JOCTaTOYHO BO3BeCTU MaTpuly X = (1 1) B CTe-
MeHb M.

(a) IlokaxwuTe, 4TO AJ1A IEpeMHOXXeHUs JBYX MaTpUI] pa3Mepa 2 X 2 JoCTaTou-
HO YeTBHIPEX CJIOKEHUI 1 BOCBMM YMHOXeHU (4ducer).

Ho cxoJIbko YMHOXeHHUIT MaTpuI] noTpebyeTcs A1 BeraucieHus X" ?

(b) ITokaxwute, uto O(log n) MaTpUYHBIX YMHOXeHUI OyeT nocratouHo. (IMox-
CcKasKa: MofyMakiTe, KaK BEIYUCATH X°.)

B uTore KO/MYeCTBO apudMeTHIECKUX ONEPAIUI JsI HOBOTO ajropuTtMa (Ha-
30BéM ero FIB3) ectb Bcero O(log n), uto ropasmno Menbiie, uem O(n) ma FIB2.

Onrumuct Mor 661 06paZIoBaThCA U CKa3aTh, YTO Mbl CHOBA KCITIOHEHINAJIbHO
YCKOPWJIM aJrOpuTM: Temepb BMecto O(n) onepanuit y Hac Bcero O(log n) omnepa-
1uit. Ho pajiocTh oTa mpexAeBpeMeHHa: MOJBOX B TOM, YTO HOBBIH aJTOPUTM He
TOJIbKO CKJIA[IPIBAET, HO U TIEPEMHOXAET YKCJIA, 3 YMHOXEHUE GOJbIINX YHCesI—
Oonee MeiJleHHaA omneparys, 4eM cJioxeHune. Kak MbI yxe BUAe/ 1, ¢ y4ETOM CJIOXK-
HOCTU apudMeTUYecKUX orepanuii BpemMsa pa6oTh aaroputMa FIB2 ects O(n?).

(¢) TTokaxuTe, YTO BCE UKCJIA, BCTPEYAOIIHECA B ITpoliecce paboThl aJTOPUTMA
FIB3, umeroT jymuy O(n).

(d) Tycte M(n)—BpeMst YMHOXEHUS OBYX n-OHMTOBBHIX 4Yrces. SICHO, YTO
M(n) = 0(n?) (WKOJBHBIE METOJ] YMHOXEHHUS «B CTOJIOUK», PACCMATPHBAEMBIH
B IJlaBe 1, UMeeT Kak pa3 Takoe BpeMs paboThl). [Tokaxure, 4To BpeMs pabOThHI
ayroputma FIB3 ects O(M (n) log n).

(e) Hokaxwurte GoJsiee crubHyI0 oieHky O(M(n)) Ha BpeMst pabOTH aJrTOprUTMa
FiB3. ([Toacka3ka: JyIMHBI YMHOXaeMbIX YUCeJI yABAaUBAIOTCA C KaXIbIM BO3Be[e-
HHEeM B KBajipar.)

Byner m amroputm FIB3 GeicTpee, yeM FIB2? 3TO 3aBUCUT OT TOT'0, CMOXEM
JI1 Mbl YMHOXaTh Nn-GUTOBBIE uKcJia GbicTpee, yeM 3a O(n?) (OTBET MBI y3HAaeM B
rjaBe 2).

B 3ak/roueHue npuseneM GopMysty [t ynces GrboHavyun:

_L(1+\/§)H_L(1—\/§)n
T 2 sU2 )
OTa dopMyJia IO3BOJIAET CBECTU BhIUKC/eHre F, K BO3BeJeHUIO [BYX YlCeJl B CTe-
neHb n. OJHAKO YKCJIA 3TU UPPALMOHAJBHBL U MTePeMHOXAaTh UX C JOCTAaTOYHOMN
TOYHOCTbIO — HENIPOCTasA 3adava.

3HaIO]lII/Ie JTI/IHefIHYIO anre6py MOr'yT 3aME€THTb, YTO Ha CaMOM [eJie aJTOPUTM
FIB3 kak Pa3 1 BO3BOAUT 3TU [Ba 4YMCJia B CTECIICHD 1. (HO}:[CKaBKaI I'[O,E[yMaIZTe,
KaKOBBI COOCTBEHHBIE YHICJIA MATPUITHI X .)

F



I'masa 1
YucisioBble aJTOPUTMBI

B maHHOI TJ1aBe Mbl YBUAMM, KaK CUJIbHO pa3jM4aloTcs JBe (04eHb MOXoXue Ha
TIePBBIH B3IJIAT) 3a/1a4K:

* PazjioxxeHre Ha MHOXUTEM: MPEJCTaBUTh JaHHOe ynciio N Kak MpousBeje-
HU€e IPOCTHIX.

+ IIpoBepka Ha IIPOCTOTY: BBIACHUTD, ABJIETCA JI JaHHOE YKUCJIO N IPOCTHIM.

PazJsioxxeHre HAa MHOXXUTEIU SABJIIETCA OYEHD CIJIOKHOU 3ajaueil. HecMoTps Ha
yCHJIA YIEHBIX BCEr0 MUPA, CaMble ObICTPble aJTOPUTMEBI pa3JiokeHuA unciaa N
Ha MPOCThIe MHOXUTEJM TO-TIpeXHeMY TPeOyIoT SKCIOHEHIIMAaILHOTO BpeMEHU.
(IToxa3zaTesb 5KCIIOHEHTH — KOJIMYECTBO OMTOB B 3alMCU YWCJIA, TOYHEE, HEKOTO-
PBIE KOpEHD U3 3TOT'0 KOJIMYECTBA.) B TO ke BpeMs, Kak Mbl CKOPO YBUIUM, ITPOBe-
PHUTb MPOCTOTY urcsa N MOXHO JIOBOJIbHO OBICTpO. U, UTO caMmoe MHTEPECHOE, Ha
3TOM paspbiBe MeXAy AByMs POJCTBEHHBIMU 33[jaYaMU OCHOBAHBI COBpEMEHHBIE
TeXHOJIOTMHU Oe3omacHoro ooMeHa nHpopMaruen.

[MomyTHO MBI pa3bepéM aJrOpUTMBI [T PAa3JITYHBIX OMEePAIil ¢ yucsaMu. Mal
HayHEM c apudMeTUUECKUX omepaluii (YTo Jake NCTOPUYECKH OIpaBIaHo: aJizo-
pummamu U3HavyaJibHO Ha3bIBaJIMCh METOBI PElIEHUs KaK pa3 TaKuX 3ajjay).

1.1. DsemeHTapHas apudpmMeTHKa

1.1.1. Cioxenue

Korpa mkosbHUKA y4aT CKJAApIBATh ABa YHCJA CTOJIOMKOM, eMy He OOBACHAIOT,
[o4yeMy 3TOT crnocob rogutces (a ecym U NBITaloTCsA, TO BPAX JM 3To foxoauT). ITo-
CMOTPUM Ha Hero HeMHOro nojpo6Hee.

KimoueByo posib UrpaeTt Takoe HabJroAeHUe: cymma Jrobblx mpéx yugp 6ydem
00HO3HAUYHBIM WL O8Y3HAYHBIM YUcoM. ([JeficTBUTeJIbHO, TaKas cymMa He 60Jb-
me 9 + 9 4+ 9 =27.) 3To xe BepHO U )11 H060ro ocHoBaHus b = 2 (ympaxHe-
Hue 11). CkaxeM, B IBOUYHOI CHCTeMe CUMCJIeHNs cyMMa JEoOBIX TpEX 1udp He
MPeBOCXOUT 3, TO ecTh 11 B IBOMYHOMN 3arucH.

[Touemy sTo BaxxHO? Koraa Mbl ckJiajpiBaeM e LUGPHI B pa3psaae eMHULL, MO-
XeT NOoABUThCA Hudpa B paspsafe AecATKOB («0uH MUIlleM, OJUH B yMe»). Toraa B
paspsze [eCATKOB MBI JOJDKHBI CKJIAJIBIBATh yXe TpU IU(pPEl, HO BCE paBHO MOJIy-
YUTCA IBY3HAYHOE YHCJIO U IlepeHoC NoTpebyeTcs TOJbKO B cilefyloleM pa3psje
(coten). CkyafpiBas Tpu LU(QpPH B pa3psAfe COTeH, Mbl II0JIydyaeM pa3psAl COTeH
CyMMHI U Iu(dpy nepeHoca, 1 Tak Aaee.
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OcHOBaHMA U JiorapugMbl

[MomyJIIpHOCTh [JIECATUYHON CHCTEMBI, BUAMMO, CBA3aHA C TeM, YTO y Hac
10 nasmieB. [lpeBHUE Malid HCIOJb30BaM ocHoBaHue 20 (ToXe ecTeCTBEHHO,
ecJI1 XOOUTh 60CUKOM). A B KOMIIbIOTEpax YrcJjia NPeJICTaBJEI0TCA B ABOUYHON
crucTeMe CUUCTIeHUA.

CKOJIbKO HY>XHO 11(p, 4TOOH 3anucath 1jesioe unucyiao N > 0 B cucreme CUHC-
JieHuA ¢ ocHoBaHueM b? [Tpu nomoutu k iudp (ot 0 go b — 1 kaxgas) MOXHO
npeacTaBuTh uncia or 0 o bX — 1. HanpuMep, ¢ HOMOIIBIO TPEX JECATUYHBIX
nudp MOXHO 3anucath 9ucia g0 999 = 10° — 1. OTcioga J1erko MoJIyYuTh OTBET:
U1 3anucy yucia N B b-U4HOM crucTeMe cuncyieHns HyxHo [log, (N + 1)] pas-
panos (npumMepHo log, N, ec/m JOIYCTUTh OMIMOKY IJIOC-MUHYC OAWH pa3psm).

Kak MeHsieTcs 4ncsio pa3psA0B IPU U3MeHeHNH OCHOBaHUA CUCTEMEBI CUNCJIe-
HuA? Bemomunw, uto log, N = (log, N)/(log, b). 3HauuT, npu nepexofe ot oc-
HOBaHUA b K OCHOBaHUIO a pa3Mep 3anucu (IIpuMepHO) yMHOXaeTcs Ha log,, b.
[MoaTomy 1 3anucu yncya N HyxHo O(log N) nudp, kakoBa Gbl HA GbLIA CH-
cTema curcienus. 1o atoi npuunte BHyTpu O(-) ocHOBaHue Jiorapridma oG4~
HO He yKassiBaeTcs. Korfa Mbl Ucrosb3yeM Jioraprudm 6e3 ocHoBauus BHe O(-),
MBI M€eeM B BUy JBOUYHBIN JIorapudMm.

Oyuknuda log N Bectpetutcs HaM He pa3. E€ MoXHO omnucarth Tak:

1. ITo onpepesnienuio log N —3T0 cTeneHb, B KOTOPYIO HYXHO BO3BECTH 2, UTO-
OBl MOJTyIuTh N.

2. Yucsio N HY)XHO YIIOJIOBUHUTH log N pa3, 4ToObI MOJYYUTh 1 MM MEHbBIIIE
(Toutiee roBOPH, [log N| pas). (3To Hab 0 ieHIE TIO3BOJIAET OI[eHUTh YKCJIO TI0-
BTOpPEHMH [NKJIA, B KOTOPOM HEKOTOpPas BeJIMYMHA YObIBAET IO KPalHEN Mepe
BIBOE.)

3. log N — koymuecTBO OGMTOB B JBOMYHOU 3amnucy urcja N (TouHee TOBOPS,
B Hel [log(N + 1)] 6uros).

4. log N —riiy6brHa MOJHOCTHIO0 3aIl0JIHEHHOTO JBOMYHOTO JepeBa ¢ N Bep-
muHamu (ToYHee roBops1, oHa paBHa |log N |).

5.log N =@(1 AF % aF % + ...+ %) (ympaxHeHue 1.5).

Jia mpuMepa cyioxuM unciia 53 u 35 B JBOMYHOII crcTeMe cuuciieHus (rae
oHU 3anuckiBaroTesa kak 110101 u 100011):

mepeHoc: 1 1 1 1
1 1 0 1 0 1 (53
1 0 0 0 1 1 (39
1 0 1 1 0 0 0 (89

MpsI He OyeM NPUBOAUTH MICEBAOKO/ CJIOXKEHM CTOJIOMKOM, a cpa3sy leperiaém
K aHam3y ero 3¢dekTnBHOCTU. CKOTbKO GpeMeHU hompedyemcst, 4¥mobbl CI0XiCUMb
daa yucsa x u y? TouHee TOBOPS, KAK YKCJIO ONepalvil 3aBUCUT OT pa3Mepa BXOJ-
HBIX JAaHHBIX (Koym4yecTBa OMTOB B 3alMCU X U y)?
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[TogoGHEIE BOIIPOCH MBI OyZieM 3afjaBaTh cebe 1o MOBOAY BCEX paccMaTpuBae-
MBIX aJITOPUTMOB.

JomycTuMm, 4TO X U y — 4ncjia u3 n 6utoB (nm MeHsbile). Tora B IBOUYHOM
3anucu x + y Oymet He 6osiee n + 1 6utoB. Ha BeIUMC/IeHMEe KaX0oro OuTa cyM-
MBI YXOOUT OrpaHUYeHHOe KOHCTAHTOH BpeM:A. O0mee BpeMs: JiuHelHo (cy + cin
€ KaKUMU-TO KOHCTAaHTaMHU Cg, C;). DTHU KOHCTAHTHl HacC He NHTEPeCyloT, 1 BpeMs
paboTH MBI 3amKCchiBaeM mpocTo Kak O(n).

O1neHUB BpeMs paboThl MMEIOI[erocsi arOpuTMa, Mbl JOJDKHBI CIIPOCUThH Ce-
6s: cymecTByeT Ji 60Jiee ObICTPHIL aropuTM? B JTaHHOM cJlydae OTBeT IIPOCT: Cy-
eCTBEHHO 60Jiee GBICTPOrO aJTOpUTMa CYIIECTBOBATh HE MOXET, ITOCKOJIbKY yXKe
JUTS YTEHUS BXOJJHBIX OMTOB U 3amucH oTBeTa Tpebyercsa O(n) onepanuii. 3HAUUT,
HAIll aJTOPUTM CJIOKEHUs ONTUMAaJIeH C TOYHOCTBIO [0 MYJIbTUTLIMKATUBHON KOH-
CTaHTHI.

MoryT cnpocuTh — K YeMy BCe 3TU pa3roBophl? Pa3Be coBpeMeHHbIe KOMIIbIO-
TepHl He CKJIaBIBAIOT [Ba YKcJia 3a ouH mar? EcTh ABa oTBeTa. Bo-nepBhIX, Aeii-
CTBUTEJIBHO, 32 OIUH IIar MOXHO CJIOXKUTD JIBA YKCJIA, KOTOPBIE MOMEIAITCA B
MamuHHOe ¢JIoBO (00b1yHO 32 mym 64 6ura). OOHAKO, KaK MBI YBUIUM, YacTO
HeoOxoauMo paboTaTh ¢ ropaszo 6osiee JJIMHHBIMU YKUCJIAMU, U UX BOJIEH-HEBOJIEN
MPUXOJIUTCA pa3buBaTh Ha 4acTU. Bo-BTOPBIX, XOTA CJIOXKEHMEe MAaIlHHBIX CJIOB
MPOU3BOJUTCA OJHOM KOMAaHOH, BHYTPH MpOI[eccopa 3Ta KOMaH/ia COCTOUT U3
MHOT'HX OIlepalluii ¢ oTAelbHBIMU 6uTaM. M 4ncjio Takux 6umoagslx onepayuii cy-
I[eCTBEHHO, MMOCKOJIbKY OT HErO 3aBUCUT KOJIMYECTBO (DYHKI[MOHAJIBHBIX JJIEMEH-
TOB (TPaH3UCTOPOB, IPOBOMAOB U T. [.), HEOOXOIMMBIX /I peaM3anuy aJropuTMa
«B XKeJje3e».

1.1.2. YMHOXeHHe U [eJieHhe

[Mepetiném k ymHOXeHHU0. [IIKOBHBIN MeTO YMHOXEHHUs [BYX YHCesI X U y «B
CTOJIOVIK» 3aKJIEOYAETCA B TOM, YTOOBI YMHOXUTh X Ha Kaxylo uudpy uucia y u
CJIOXUTD pe3yJIbTaThl C COOTBETCTBYIOIIMUM cABUTraMu. 11 puMepa nepeMHOXUM
B IBonvHOI crcteMe uncia 13 u 11 (coorBeTrcTBenHo 1101 u 1011):

v 1 1 0 1
1 0 1 1
1 1 0 1 (1101 ymHOXUTh Ha 1)
+ 1 1 0 1 (1101 ymHOXUTH Ha 1, cBUHYTOE Ha 1)
0 0 0 O (1101 ymuOXUTh Ha 0, cCABUHYTOE Ha 2)
1 1 0 1 (1101 ymHOXUTH Ha 1, cABUHYyTOE Ha 3)
1 0 0 0 1 1 1 1 (143 B OBOUYHOM CUCTEME CUMCJIEHU)

Jeno ympoijaeTcsi TeM, YTO B JBOMYHOM 3amucy Kaxas 1udpa B X ecTb Jub0
HyJb (TOr[a B Mpou3BefeHUU Hysb), 100 1 (1 Torga HOCTaTOYHO CABUHYTH V),
TaK 4YTO HUKaKOM TaOJMI[bl YMHOXEHHA MIOMHUTh He HaJlo. KoppeKkTHOCTh 3TOro
aJropuTMa MBI IPOCUM JA0Ka3aTh B ynpaxHeHUU 1.6.

KaxoBo xe Bpewms ero pabotei? Ecim B IBOMYHON 3aIIMCH YHCEJI X U Y TIO n O6u-
TOB, TO Oy/IeT n IPOMEXYTOYHBIX Pe3yJIbTaTOB JAJIMHEI He OoJiee 2n (y4UTHIBas Hy-
JM Ha KOHIle IIocJjle cABUroB). J[J1a MmocsejoBaTeJIbHOIO CJIOXKEHUA 3THX N uncesl
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HYXHO
o(n)+0(n)+...+0(n)=0(n?

n—1 pas

maroB. JIpyruMu cJioBaMu, BpeMs paboThl K8adpamuyHoO OTHOCUTEJIbHO pa3Mmepa
BXOJIOB — MMO-TIPeXHEMY MOJIMHOMUAJILHO, XOTs U ropas/io 60Jblie, YeM AJI CJIo-
xeHus (re BpeMs JMHEHHO).

Aub-Xope3aMu 3HaJI APYTOH CIIOCO0 YMHOXEHUA YKCeJL. 3amuiieM MHOXHUTEH
x u y psagoMm (cMm. mpumep Huxe). Terepb OyneM MOBTOPATH CJIEAYIOIIYIO Olepa-
I[MI0: [IOJIEJIM IIEPBOE YKCJIO MOIMO0JaM, OTOpOCHB Apo6HYI0 YacTh 1/2 (ecsm uuc-
J10 OBLIIO HEYETHBIM), a BTOPOE YHCJIO YBOMM. ByzieM JieslaTh Tak [0 TeX Mmop, IOoKa
TepBOE YKCJI0 HE CTaHeT eqUHUIIEN. TTocie 3TOro BEIUepKHEM BCE CTPOKHU, B KOTO-
PBIX MEPBOE YHCJIO YETHO, U CJIOXKUM OCTABIIKECS YKCJIA U3 BTOPOM KOJIOHKU.

11 13
5 26
2 52  (BBIYEpPKUBaEM)
1 104

143 (otBeT)

Ha camowM pfesie aBa 5TUX a/ropuTMa yMHOXeHHUs (CTOJIOMKOM B BOMYHOM CU-
cTeMe U 1o crocoby ajb-Xope3Mu) TeCHO cBs3aHbl. [Jrimure: uncaa 13, 26 u 104,
KOTOpBIE CKJIAJIBIBAIOTCA B IpHUMepe, MOoJIydyarTCsa YMHOXeHreM yrcia 13 Ha cTe-
MeHU JBOMKU U B TOYHOCTH COBIIAJIAIOT C MPOMEXYTOYHBIMU Pe3yJibTaTaMU IpU
YMHOXXEHUU CTOJIOMKOM B JBOMYHOM crcTeMe. Pa3Hulla JMIIb B TOM, YTO BO BTO-
POM IpUMepe MBI N10JIb3yeMcs JeCATUYHON 3aMnKchio, U IO3TOMY JBOMYHOE Ipeji-
cTaBJjieHre 11 NMPUXOIUTCA CTPOUTH, IJIAAA Ha YETHOCTD UKCeJI B JIeBOM KOJIOHKE.
Tak uTo asropuT™M AJjb-X0pe3Muy HEABHO UCIIOJIb3yeT ABOUYHYI0 CUCTEMY, XOTA BCe
YHCJia 3aMUChIBAIOTCA B JECATUYHOMN.

MoxHO fgaxke cka3aTh, UTO MBI 3all1CaJH I10 CYILIeCTBY OAWH U TOT e aTOPUTM
aBywms criocobamu. i pasHooOpas3us Mbl IPUBEAEM U TPEThI0 GOPMYJIIPOBKY —
PeKypCUBHBIM aaropuT™ MULTIPLY (puc. 11), KOTOpHBIN peaym3yeT IIpocToe Ipa-
BIJIO:

2(x- [%J ), ecJu y 46THO,

x+2(x- [%J), €CJIM Y HEYETHO.

Koppexmen jiu daHHblli astzopumm? J1a, MOCKOJIBKY OH CJIeZ[yeT 3TOMY ITPaBUJIIY
npu y > 0 1 npaBWIbHO BeAeT cebA B ciayuyae y = 0.

Kaxoeo epemsa pabomul asizopumma? Ecm MHOXUTESD y CONEPXUT n OUTOB,
TO NoTpebyeTcss n peKypPCUBHBIX BBI30BOB, IMOCKOJIbKY NPU KaXXJ0M TaKOM BBI30-
Be Y JeymTcA momosiaM (oTbpackiBaeTcs MmocjaeqHNU OUT) 1 KOJMYeCTBO OUTOB B
JBOWYHOM 3alKcy y yMeHbInaercsa Ha 1.

B xaxxJJoM peKypCMBHOM BhI30B€ MPOU3BOJIATCA CJIeIYIOIIME ONepaIuu: aeie-
HUe nonoJyiaM (TIIpaBhIf CIBUT), TPOBepKa Ha YETHOCTh (UTeHHUe IocjieHero 6u-
Ta), yMHOXeHMe Ha 2 (JieBbIil CIBUT) U, BO3MOXHO, cJiokeHre — Bcero O(n) 6uto-
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Puc. 11 Aymoput™M yMHOXEHUS.

dyurmms MULTIPLY (X, y)
{Bxon: MmoXwTemm X mw y, rme ¥y =0.}
{Bexoxm: xy.}
ecm y =0: BepryTs 0
g <« MULTIPLY (x, | y/2])
ecmu y dYETHO:
BEpHYTb 2%
uHaYe:
BEPHyTb X + 2%

BBIX Ollepaliuil A4ji1 n-0UTOBHIX BXoA0B. Ob1iiee BpeMs paboTH aJTOpUTMa, TaKUM
o6pasom, 6yzeT no-npexsemy O(n?).

ModicHo st 6bicmpee? UHTYUTHUBHO KaXeTes, YTO YMHOXeHMe TpeOyeT n coxe-
HUI, KaX o€ U3 KOTOphIX TpebyeT O(n) mIaros, o3ToMy BCETO HY>KHO He MEHbIIIE
Q(n?) onepanuii. Kak HU cTpaHHO, 3TO He TaK, 60Jiee GbICTPHIN aJrOPUTM CyIIe-
CTBYET, U MBI PaCCMOTPHUM €ro B IJlaBe 2.

Hawm ocrasiocs HayuuThes Ie/MTh yncia. [lofiemTh 11es10e Yncsio X Ha [MOJI0XKU-
TeJIbHOE I[eJI0e YKCJI0 Yy O3HAYaeT HAUTHU Takue yucsa g (actHoe) u r (0CTaTok),
yto X =yq+ru 0<r <y.B ynpaxsHeHnu 1.8 unrareymo npejjaraercs AoKa3aThb,
YTO peKypCUBHBIH ayroputM DIVIDE (puc. 1.2) koppeKTeH U uMeeT KBaJpaTUyHOe
BpeMs paboTHL.

Puc. 1.2. AsroputM JieJieHus.

dyrxmmua DIVIDE(x, y)

{Bxon: n-6uroBse X m Yy, mpuuéM y = 1.}
{Beixozm: wacTHOe M OCTATOK OT HAENeHWs X Ha Y.}
ecm x =0: sepryTs (g, 1) =(0,0)

(g, r) < DIVIDE(|x/2], y)

q<—2-q, r<2-r

econ X HeW8THO: I« r1+1

ecru rz2y: r<r—y, q<—q+1

BepryTh (q, 1)

1.2. ApudmMeTuKka cpaBHEHUH

I1pu coxxeHnn U 0COOEHHO YMHOXEHNUN pa3sMephl YrcesI MOTYT CUJIbHO BO3PacTH.
WHorpa nose3Ho «cOpachiBaTh» CTaBIIME CJMIIKOM OobINMU 4ucia. CKaxeM,
MBI cOpachiBaeM KOJIMYECTBO 9aCOB Ha HOJIb, KOIJA OHO AOCTUTaeT 24, a «<Ha CMeHY
nexkabpsaM // IpUXOIAT sHBapu». I[loxoxuM 06pa3oM 4ucia B IMpoIeccope UMelT
HEKOTOpYI0 MaKCMMaJIbHyI0 JUIMHY, Hanpumep, 32 6uta. IlogpasymeBaeTcs, 4ToO
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OOBIYHO MBI HE BBIXOJIM 3a 3TOT IpeJiesT, HO KOTr/ja BEIXOAUM, IIporeccop obpesa-
eT pe3yJbTaT (OCcTaBJIAsA nocjeHue 32 6uTa).

B unTepecyouux Hac NPUJIOKEHUAX (MMpoOBepKa yHcJja Ha MPOCTOTY, KPUI-
Torpadus) UCHOJb3YIOTCA OoJblnre yucia (ropasfo OymHHee 32 GUTOB), HO U
OHU NMEIOT OrPaHUYEHHYI0 [UTMHY, U IPU CJIOKEHUN 1 YMHOXEHUU UCTOJb3yeTCs
apugmemukxa ocmamxoa, Wi cpasHeHuti. Ceituac Mbl 00BACHNUM, YTO 3TO TaKOe.

duKcHpyeM HEKOTOpoe IeJioe mosioxuteabHoe N. Onpegemm x mod N (x no
Modyymo N) KaK OCTaToK OT AesieHus x Ha N: ecmt x =qN +r,rtne 0<r <N, TO
x mod N = r. DTo MO3BOJEIET BBECTU OTHOIIEHHE >KBMBAJIEHTHOCTH HA YKCJIAX:
X CpasHUMo ¢ y no mody/no N, ec/ii X U y JAIOT IIpU AeJieHU: Ha N OIMHAKOBHII
OCTaTOK, TO €CThb €CJI1 UX Pa3HOCTh JieJMTCA Ha N:

x=y (modN) & (x—y)nemrcsa Ha N.

Hanpumep, 253 =13 (mod 60), moTomy uto 253 — 13 =240 nermirtes Ha 60. (B 6o-
Jlee 3HAaKOMOMH (popMympoBke: 253 MUHYTH — 3TO 4 yaca u 13 muHyT.) CpaBHU-
BaeMble YKCJIa MOTYT ObITh W OoTpHuIaTebHbIMI: 59 = —1 (mod 60), Beap 59 mu-
HYT — 3TO yac 6e3 OJJHO! MUHYTHI.
PaGoras ¢ ynciaaMu mo Moaysio N, Mbl orpaHuunBaemcs otpeskom {0, 1, ...
..,N — 1}, u, nocTUTHYB KOHIIa OTpe3Ka, MBI IPOCTO MOMAJaeM B ero Havyajo —
Kkak Ha nudepbate (puc. 13).

Puc. 1.3. CinoxeHue no Mmoayno 8.

MozxHO Takxe MpeJCTaBJATh ceGe, YTO Mbl pabOTaeM CO BCEMU LIeJILIMU YHC-
JIaMH, HO OHM HOZeJIeHB Ha N KJIacco8 5K6UBATeHMHOCMU, KaX Iplil 13 KOTOPHIX
IpeJicTaBJIieT coO0H aprdMeTHIeCcKyI0 IPOTPECCHIO0 C PA3HOCTHI0 N, TO eCTh MHO-
xectBO {i + kN : k € Z} nys nexoroporo i u3 unatepsaya 0, ..., N — 1. Hanpuwmep,
€CTh TPU KJIACCA SKBUBAJIEHTHOCTH 10 MOJYJIO 3:

-9 -6 -3 0 3 6 9
-8 -5 -2 1 4 7 10
-7 -4 -1 2 5 8 11

Pa6oTas mo MoAyJio 3, Mbl MOXEM He pa3/yaTth YMCJa OHOTO KJjacca, CBOGOIHO
3aMeHsAA OfHO Ha Jpyroe. CIIoXeHVe U YMHOXEHUE COTJIACOBAHHBI C TAKUMU 3aMe-
Hamu (cM. yrpaxHeHue 1.9):

KoppekTtHocTs onepamnuit. Ecmu x = x’ (mod N) u y =y’ (mod N), mo

x+y=x"+y (modN) u xy=x"y’ (modN)
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Jl711 mprMepa pacCMOTPUM CJIEYIO NI BOIIPOC: IOITYCTHUM, BBl CMOTPUTE CBOU
JEOOVMBIN ceprall cepuio 3a cepuei, HayaB B MoJjiHoYb (0 4acoB); Bcero B HEM
25 31mu3000B, KaX bl U3 KOTOPHIX 3aHUMAaeT TPU Yaca; B KOTOPOM Yacy OH KOH-
yuTcess? OTBET BBIYKUC/MTh JIETKO: 4TOOB! HaiiTh (25 X 3) mod 24, 3amenum 25 Ha 1
(mockosbky 25 =1 (mod 24)) u nosyuum 1 X 3 =3 mod 24, To ecTb Tpu Yaca
HOYM.

Jlerko ybeauThCsA, 4TO CJIOXKEHHWE U YMHOXEHHE 10 MOAy/i0 N IO-NpeXHeMy
06121210 T CBOMICTBAMU KOMMYTaTUBHOCTH, aCCOI[MAaTUBHOCTU U AUCTPUOYTHUBHO-
CTHU:

x+(y+2)=(x+y)+z (mod N) acCOLMaTUBHOCTh
xy=yx (mod N) KOMMYTaTHBHOCTb
x(y+2z)=xy+yz (mod N) MCTPUOYTUBHOCTD

(moapasymMmeBaeTcs, YTO BCe Ollepaliy BHIIOJHAITCS [0 MOAy Io N).

MoXHO cKa3aTh emlé U TaK: IPU BHIIOJHEHNN aprubMeTHIECKUX ONepaUil Mo
Mony o N yroGble IPOMEeXYTOYHbIE Pe3yJIbTaThl MOXXHO 3aMeHATh Ha UX OCTATKHU
o MofAy o N. DTO 4acTo yIpoliaeT Jiejio: K IIpUMepy,

2345 = (2% =329 =1%=1 (mod 31).

1.2.1. CinoxxeHve U YMHOX€eHHE 110 MOy IO

YToOHl c/ToCUMb ABA YUCJA X U Y 110 MOAYJI0 N, MBI IOJDKHBI UX CJIOXKUTH OOBIY-
HBIM 00pa3oM U 3aTeM B3ATb OCTaTOK IpH AesieHnM Ha N. IToCKOJbKY X U y Jiexar
mexay 0 u N — 1, ux cymma Jyiexut B unatepsasie ot 0 g0 2(N — 1). Ecom cymma
npeBocxouT N — 1, HaM ocTaértcsa jmib BeruecTb N. Takum oOpa3om, BCE BbIYNC-
JIeHHE COCTOUT U3 CJIOXKEHUsA, CPAaBHEHUs U (BO3MOXHO) BBIUYMTAHUA IEJBIX YH-
ceJi, He TpeBocxomAmKX 2N. Bpems paboTel GyzeT ymHelHO, To ecTb O(n), rae
n=[log N ectb pasmep JBOUYHOI 3amucy yucya N.

YmHodIceHUe uricen1 X U y 110 MOAY/E0 N JejlaeTcs TOYHO Tak Xe: CIiepBa MHI Iie-
PEMHOXaeM YHCJIa, Iocsie yero 6epém octatok mo moayyuo N. [IpousBeneHue He
npesocxoaut (N — 1)? u sannMaeT He Gostee 2n 6UTOB, TockobKy log[ (N — 1)2] =
=21log(N — 1) < 2n. Yto6HI HANTHU OCTATOK IO MOAY IO N, MBI HCIIOJIb3yeM aJIro-
pUTM JesieHus. U yMHOXeHMe, U JiejleHre TpeOyloT KBaJpaTUYHOIO BpeMeHH, U
MBI TI0JIy4aeM KBaJpaTUYHbBIN aJrOPUTM.

Jenenue no modysuo N (peiuenue ypaBHeHus ax =b (mod N)) siBiisietrcs Gosee
CJIOXKHOM omeparueil. B orymurie ot 06pIYHON apudMeTuKy, rae mpobdyeMbl BO3-
HUKAIOT TOJIbKO IIPU JeJIeHUH Ha HOJb, B apudMeTUKe CpaBHEHUI eCTb U pyrue
CJIOXXHBIE CJlyYau, KOTOphle MBI pacCMOTPUM OJIXe K KOHLY IJIaBbl. Mbl YBUIUM,
YTO JeJjieHre (ecj OHO BOOOII[e BO3MOXHO) MOXeT OBITh BHIIIOJIHEHO 3a KyOude-
ckoe BpeMms, To ecTb O(n?).

1.2.2. Bo3BeneHue B cTeneHb 0 Moaymo N

B xpunrocrcreMe, KOTOPYyI0 MBI pacCMOTPUM UyThb I103Ke, HaM IPUAETCS BBIUNC-
Atk x¥ mod N myma x, y u N, COCTOSIIUX M3 HECKOJIbKUX coTeH 6utoB. Kak 310
czesnath ObICTPO?
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JIOOJIHUTEJILHBIN KO

Xopoliell WUTOCTpanel apu@MeTUKU CPaBHEHUN CJIYXXUT OONOJHUMEsTbHbLLL

K00, YacTO HCIOJIb3yeMbIl IJi1 MpeACTaBJleHUs LieJIbIX YKcesl B KOMIIbIOTepe.

[Tpu 3TOM HCHoOJB3yeTcsa n OUTOB Ui NpPeACTABJIEHUA 4HCesl M3 MHTEpBasA

[—2"1, 271 —1]:

+ HeoTpurareybHble Iejbie U3 nHTepBaa ot 0 o 27! — 1 xpaHATcs B 00BIY-
HOM JIBOMYHOM IIpeJicTaBJIeHUN (C HyJIEM B KauecTBe cTapliero 6ura).

« JIyiA XxpaHeHMsA OTpUIlaTesbHBIX urces —x, rae 1 < x < 2", 6epércs qpouu-
HOE TIpeJICTaBJIEHUE YKCJIA X, BCE €r0 OUTH MHBEPTUPYIOTCA W K HEMY IIPH-
OaBJIIeTCs eqHUILA.

DTOT CTPaHHBIY CIIOCOO CTAHET ropas/io NOHATHEE, €C/IM CKa3aTh, YTO YHCJIA
13 uHTepBaya oT —2" ! o 2"°! — 1 xpanaATca mo moxaysmo 2". IIpu 3ToM OT-
pHUIIaTeIbHOE YMCJIO —X MpeJCTaBIsieTcs Kak 2" — x. B TakoM IpeAcTaBJIeHUU
CJIOXXEHMe, BRIYUTAHNE U YMHOXEHHUE MOXHO BBITIOJIHATH POCTO IO MOAYJHO 2™,
He 0eCIoKO0ACh O MepenoHeHUAX (0CTaBJIAA TOJBKO MOocjeJHUe n OUTOB).

Pe3ysibTaTOM TaKOro BBIYMCJIEHUSA SIBJIIETCS OCTAaTOK MO MoJyo N, TO ecTb
YHUCJIO IJIMHOUM HECKOJIbKO coTeH 6uToB. OHaKo camo XY MOXeT UMeTh ropaszio
GosbInyio JymHY. JJaxe ecJii B JBOMYHOM 3amucy X U Y Bcero 20 6UTOB, YKUCyo X
MOXeT GbiTb paBHO, Hampumep, (219)2") = 219524288 (5 1RopYHOI 3ammcH OKO-
JI0 JlecsiTi MIJUTMOHOB 6uToB). IIpencraBpTe cebe, uto OyneT, ecm y Oyner aym-
Hel 500.

[TosToMy Hesb3s AeymTh HA N B KOHIle: MBI JJOJDKHBI IIPOM3BOAUTH BCE TEKY-
[ve BeIYUCIeHuA o Moay o N. 3HaueHre x” mod N MOXHO BBHIYMCJIMTh, HAUaB
C eJMHUIHI ¥ y Pa3 YMHOXUB Ha X (KaxApiii pa3 mo moay/mo N). [Ipu aToM Bce
MMPOMEXYTOYHbIE Pe3yJIbTaThl

xmod N — x> mod N — x®*mod N — ... » x¥ mod N

He npeBocxomAT N, U KaxJoe YMHOXeHre GyeT cpaBHUTEJBHO ObIcTpeIM. IIpo-
67eMa B pyrom: ckaxeM, ecsm y coaepxut 500 6uroB, To HaM noTpebyeTrcA
y — 1~ 2°% ymuoxenuii! Bpems paGoThl TAKOTO aaropuTMa GyieT pacTH Mporop-
LIMOHAJIbHO Y, TO €CTh dKCIOHEHI[NaJIbHO OT pasmepa y.

K cuacTbio, MOXHO BO3BOUTH B CTeleHb OBICTpee: Havas C X, OyJeM MocJjeno-
BaTeJIbHO 803800UMb @ keadpam 1o MoAysmo N:

[log y]
xmodN — x2mod N — x*mod N - x® mod N — ... — x? mod N.
Kaxgoe ymHOXeHHe TpebyeT BpeMeH! O(log2 N), Bcero xe yMHOXeHUIT Oyner
log y. Uto6sl BeIuncmTh X7 mod N, MBI ITPOCTO NTEpeMHOXaeM Te CTeleHU X, KO-
TOpbIE COOTBETCTBYIOT HEHYJIEBBIM MO3UIUAM B IBOMYHOL 3amucy y. Hampumep,

x25 — x110012 — X100002 . XlOOOZ . x12 — x16 . X8 . Xl.

MeI noslyuynym, TakuM o6pa3oM, OJMHOMHUAJBHBIN (0T pa3Mepa BXo4a) IO Bpe-
MeHU aJTOpPUTM.
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Puc. 14. AiropuT™ BO3BeIeH!s B CTENEHD 110 MOAYJIO.

dyrxmma MODEXP(x, y, N)
{Bxon: n-6buromse umcima x, y =20, N>0.}
{Bexozm: x¥ mod N .}
ecim y =0: BepryTs 1
% «— MODEXP(x, |y/2]|,N)
ecm y 4éTHO:
BepryTh 22 mod N
nHadYe:
BepHYTH X -22 mod N

AsroputM MODEXP (puc. 1.4) peaym3yeT Ty e ujelo (Bo3BeJeHue B KBaapaT)
HEMHOT'O [pyTUM CII0CO60M: OH HCIIOJIB3YET TO, YTO

y (xcly/21y2, ecM y 4éTHO,
X’ =
x - (x72)? ecrm y neuétHo.

JlaHHBIN a;moOpUTM OYeHb IOX0X Ha pacCMOTPEHHBIY HaMM aJlTOpPUTM YMHO-
xeHus MULTIPLY (puc. L1), roe nmpousBedeHue X - 25 BBIUUCIEIOCh KaK CyMMa
x+164 x -8+ x - 1. Pa3HuIia TOJIBKO B TOM, YTO aJTOPUTM YMHOXEHHUS CKJIA0bl8a-
em 4ucyia Buaa x - 21, ToJlyyaeMbie y0GauGaHuem NCXOHOTO YHCJIA X, & TENePh Mbl
nepemHodicaemM 4ucyIa x2 , moJIy4aeMble TI0C/e0BaTebHEIM G036edeHleM G K6ao-
pam.

O603HauMM yepe3 n MaKkCUMaJlbHYI0 JUIMHY Yrcea X, y, N B JBOMYHOM 3aMucH.
[Togo6HO ayropuTMy YMHOXeHUs, aroputM MODEXP neslaeT He 6oJiee n peKkyp-
CUBHBIX BBI30BOB, Ha KaXXJJOM 13 KOTOPBIX YMHOXAaIOTCA YKCJIA JIMHEI He 60Jlee n
(Bce omepanuy MPOU3BOAATCA 1o Mofy/no N 1 TpebyioT Bpemeru O(n?)). 3Hauwur,
obmree Bpems paboTs ectb O(n®).

1.2.3. AsroputMm EBximizia

[NepelinéM K aJropuTMy, KOTOPHIY O6b11 puAyMaH EBkimizioMm B JlpeBHell I'periun
(6ostee mByX ThICAY JieT Ha3a). OH HaxXoUT Haubobwull obwuil desumesn (HOL;
greatest common divisor, gcd) mByx uncesna u b, To ecTh MakcHMaJIbHOE HATypaJib-
HOE YKCJI0, Ha KOTOpOe AeJIATCS OJJHOBpEeMeHHO a u b.

B mpuHIMIIE MOXHO GbLI0 OBl CHAaYaJia pa3JjioKUTh a ¥ b Ha MpOCThie MHOXUTE-
J1, TI0CJIe Yero BeiesmTh obmue. Hanpumep, 1035 = 32.5.231759=3-11-23,
MO3TOMY HMX HauOOJBIINII 061U AeymTesb ecTh 3 - 23 = 69. ¥V Hac, oqHaKo, HeT
3(pPeKTUBHOr0 aropuTMa Ui pasjiokXeHUs 4yrcesl Ha MHOXUTEM. MOXHO Ji
HalTh HanOOoJILIINHI leJTe b KaK-HUOy b nHade?

EBK/M TOKa3aJL, YTO AOCTATOYHO BOCIIOJIb30BATHCS TPOCTHIM ITPABUJIOM:

IIpaBuiio EBkimina. i /nobvlx yesmix uuces x = y = 0 6blnomHAemcA paseHcmaeo

HO(x, y) =HO(x mod y, y).
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Joxazamemcmao. Mer fokaxem, uro HOL(x, y) = HOA(x — y, ¥), mocjie yero
TpebyeMoe paBeHCTBO II0JIyYaeTCs MOCeJ0BATEIbHBIM BEIYMTAHUEM Y U3 X.
fIcHo, 4TO0 JT060E YKCII0, KOTOPOE Ae/MT 06a YMCja X U Y, OeJIUT TaKXKe U X — Y,
mostomy HOJ[(x, y) < HOZ(x — y, y). AHanoruyto, Jro60e 41Cjio, KOTOpOe fe-
T oba uKcsa X — Y U y, AeJMT Takke U UX cymMmy X, mostomy HOJ[(x, y) =
>HOO(x —y, y). O

[TpaBusio EBk/maa no3BoJiAeT 3anucaTh 3JeTaHTHBIN peKypCHUBHBIN aJTOPUTM
(puc. 15), KOppeKTHOCTb KOTOPOI'O Ternepb oueBuAHA. J[JI1 OIleHKU BpeMeHU pa-
OOTH HaM HY>XHO MOHATH, KaK ObBICTPO YMEHBINAITCA 3HAYeHUA apryMeHToB. OT
napsl (a, b) ayroputm nepexo T K mape (b, a mod b), To ecTh 60JbIllee U3 YH-
ceJ1 (a) 3ameHserca Ha a mod b.

Puc. 15. Asroputm EBkmipa i1 BeIUMCIIeHNA HauboJblIero ob1iero Aemresi.

dymxmua EUCLID(a, b)

{Bxozn: memie wmcma a=b>=>0.}
{Buxon: HOM(a, b).}

ecrm b=0: BepHyTH @
BepuyTs EUCLID(b, a mod b)

Jlemma. Eciu a = b, mo amod b < a/2.

Jloxazamesmcmeo. Ecom b < a/2, To amod b < b < a/2. Ecyom xe b > a/2, 10
amod b=a— b <a/2. O6a ciiyyas moKa3aHbl Ha PUCYHKE HIXE.

b a/2 a a/2 b a
[ [ T [ ] [ I |
amod b amod b
JlemMMa Jjoka3aHa. O

JaHHasA jeMMa TapaHTHUPYET, YTO MOCJEe JBYX MOCJENOBATEbHBIX PEKYPCHB-
HBIX BBI30BOB 00a YMcJia @ U b yMeHbIaTcA XOTA OBl BABoe. [pyruMu CJIOBaMU,
JJIMHA KaXJOoro U3 HUX YMEHBIINTCA XOTA Obl Ha oauH OuT. Takum obpasom, Oy-
JleT Ipou3Be/ieHO He 6oJlee 2n peKypCUBHBIX BBI30BOB. I10CKOJIBKY Ha KaXXJOM U3
HUX IPOU3BOAUTCSA JieJieHre, Tpedyroilee KBaPAaTUIHOTO BpeMeHH, 001iee BpeMs
paboTs 6yzmetr O(n®).

1.2.4. PacmupeHHbIi asroputM EBkimina

JonycTuM, 4TO KTO-TO YTBEepXKAAeT, YTO HAIIE HauOobIIUi o0 feymress d
yuncesa u b. Kak oH MoxeT yoequTh Hac B TOM, YTO 3TO IeHICTBUTEJHHO Tak? [Ipo-
BEPUTH, uTO d ABJIETCA OOUIMM OeJmTesieM a U b, HeIoCTaTOYHO — BAPYT OH He
Haubospmnii? OKasbslBaeTcs, YTO B KauecTBe MOATBePX IeHUs JOCTaTOYHO Ipe/Tb-
SAIBUTD NpeJcTaBjieHne d B BUAE CyMMBI Bujaa ax + by:

JlemMa. Ecu d destum o6a yucsa a u b, a maxace d = ax + by dra Hekomopbix
yesmix yuces x u y, mo d =HO[(a, b).
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Jloxazamesmwcmao. Tlockombky d sBjsercs obmuM aeymTesieM a U b, To d <
< HO[(a, b). C gpyroii cropowsl, pa3 HOMl(a, b) neymt a u b, OH AOJDKEH [EUThH
Takxe u ax + by = d. CrnemoBatesmho, d = HOJ[(a, b). O

Ho Bcerpa 1 MOXHO HalTH Takoe MOATBEPXJEeHNE, TO eCTh KO3(DPUIIeHTh
x u y? OKa3sIBaeTcs, YTO Gcecdd, BOCIOJIb30BABIIVICH PACIUUP EHHBLM ATZOPUMMOM
Eexymda (EXTENDEDEUCLID, puc. 1.6).

Puc. 1.6. PacuiupenHsiii asroputM EBkimiza.

dymxmma EXTENDEDEUCLID(a, b)

{Bxon: memie umcma a=>b=0.}

{Buxozn: meme wmicma x, Yy, d, mna xoropsx d =HO/(a, b) u ax+by=d.}
ecrm b=0: sepryTs (1,0, a)

(x’, y’, d) < EXTENDEDEUCLID (b, a mod b)

sepryTs (y/,x’ = la/bly’, d)

JlemMa. /11 npou38omHbLX HeompuyamestbHblx yucesa u b (a = b) pacutupenmwiii
aeopumm Eexsmda so3dpawjaem yesmwie yucia x, y, d, o komopsix HOL(a, b) =
=d=ax + by.

Jlokasamestbcmao. Jlerko BUAEThb, YTO €CJIM BHIKMHYTh U3 aJTOPUTMa X U Y, TO
MOJIyYUTCA IPOCTO ayropuTM EBKJIiAA, MO3TOMY OH AelCTBUTEBLHO BhIYKCIIAET
d =HO/l(a, b).

OcraBieecs yrBepxeHre OyeM oKa3bBaTh MHAyKLUMEH 1o b. Baza (b =0)
oueBuHa. Illar MHAYKIUK: 3aMeTUM, 4TO ayroputMm HaxomauT HOJI(a, b), mpous-
BeJis1 peKypcuBHBIit Bbi3oB 1 (b, a mod b). IMockossky a mod b < b, Mbl MOXeM
BOCII0JIb30BaThCA NIpeAosioXKeHeM NHAYKIUY U 3aKJI0YUTh, YTO AJI1 BO3Bpalia-
€MBIX PEKYPCUBHBIM BHI30BOM YMCEJI X' ¥ Y’ BBHIMOJIHAETCS PABEHCTBO

HOJ1(b, a mod b) = bx’ + (a mod b)y’.
IMepemnucas (a mod b) kak (a — |a/b]b), nonysaem:
d =HO/I(a, b)=HOJ (b, a mod b) = bx’ + (a mod b)y’ =
_ / a ’_ / /r_|a /
=bx —i—(a—[be)y =ay +b(x [be).

Taxkum o6paszom, d =ax + by npu x =y’ u y =x" —|a/b]y’, uto 3aBepmaet o-
Ka3aTeJIbCTBO KOPPEKTHOCTH aJTOPUTMA. O

IMpumep. Asroputm EBksmiga Beuncisier HOL[(25, 11) cieayionmm oGpa3om:

25=2.11+3
11=3-3+2
3=1-2+41

2=2-1+0
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(Ha KaXxJOU WTepalry BBI30B AJTOPUTMA MPOUCXOIUT IJIA MOJUYEPKHYTHIX YU-
cen). Takum oGpasom, HOJ(25, 11) = HOM(11, 3) = HOM(3, 2) = HOL(2,1) =
=HO/A(1,0)=1.

J11 Haxox ieHusa x U Y, U1 KOTOpHIX 25x + 11y =1, MBI JOJDKHEI CHaydaJia
MpeJICTaBUTh 1 KakK JMHEeHHy0 KOMOMHAIIHIO YrcesI mocseaHet mapsi (1, 0). IMocsie
3TOr0 MBI BO3BpalllaeMcsA 1 IpeJICTaBJIAeM ero Kak JMHENHYI0 KOMOMHALMIO YHCel
B mapax (2, 1), (3, 2), (11, 3) u (25, 11). [epBbiii mar:

1=1-0.

Uto6sl BIpas3uTh 1 uepes urcsia mapsi (2, 1), mbl 3ameHsieM O Ha €ro BhIpaXKeHue
u3 npeppiaymero mara: 0 =2 — 2 - 1, nosy4aercsa

1=1-(2-2-1)=-1-2+3"1.
Jasiee BcnomuHaeM, 4to 1 =3 — 1 - 2, u npoAoJoKaeM:
1=-1-2+3-1=-1-2+3-(3—-1:2)=3-3—-4-2.
IMockosmbky 2=11—-3-3uzartemMm3=25—-2-11, 10O

1=3-3-4-(11-3-3)=—4-11+15-3=
=—4-11415-(25—-2-11)=15-25—34-11.

1.2.5. [leseHue Mo MOy IO

B 00bI19HOI apudMeTHKe y KaXI0ro HEHyJIEBOTO 4KCJa d ecTh obpaTHoe 1/a, u
pasle/iMTh HA d — TO € CaMoe, YTO JOMHOXHUTh Ha 1/a. MOXHO OaTh aHaJOTHY-
HOe ollpejiejieHre U B apu(dMeTHKe OCTaTKOB:

ByneM Ha3pIBaTh YKCJIO X My/bmumnyukamugHo oopamueim (multiplicative
inverse) k a mo mogyso N, ecymt ax =1 (mod N).

MoxHO [0Ka3aTh, YTO TaKOe X eOUHCTBeHHO (o Moxymo N, yrpaxHe-
Hue 123), mo3ToMy MOXHO BBECTH AJi1 Hero obo3HaueHUe a~'. Omuako cyluie-
CTBYeT TAaKOe YKCJI0 He Bcerga. Hampumep, umcsio 2 He 06paTUMO IO MOy IO 6,
MMOCKOJIBKY YMCJIO 2X YETHO U HE MOXET J]aBaTh OCTATOK 1 MpU JieJieHNU Ha YETHOE
qucIio 6.

Boobire, ecyii a 1 N UMeroT obImuii geymTenb, To ectb d = HOL{(a, N) > 1, To
a He UMeeT o6paTHOro mno moxymo N. B camom pese, ecsm ax =1 (mod N), To
ax — 1 germtes Ha N, 1o ecTh ax — 1 = kN npu HekotopoM k. Toraa 1 =ax — kN,
Y MOJIyYaeTCsA MPOTUBOPEYNE, TaK KaK JieBas YacTh He JieJmTcs Ha d, a oba yucsia
B IIPaBOY YacCTU AEJIATCS.

Ha camom pfiesie, 3T0 — e[MHCTBEHHAA CUTYaIUsi, B KOTOPOU d He 00paTUMO I10
moaysmo N. Ecom HO/[(a, N) =1 (B TakoM cJiyuae Mbl Ha3biBaeM uuciia a u N é3a-
ULMHO NpOoCMublMUL), paclIUpeHHbIN amropuTM EBK/mia HaliET Takue X U Y, 4TO
ax + Ny =1, us gero cieayet, uto ax = 1 (mod N). YUucjo x, TakuM 00pas3oM,
OyzneT oOpaTHEIM K a 110 MoAyJio N.

IMpumep. Tlpoaosokas Hal MpepIAYIINNA TPUMED, AOMYCTUM, YTO MBI XOTHM BBI-
ypcmth 117! mod 25. Mcnonb3ys paciiipeHHbIH aaroput™ EBK/IMAA, HAXOmUM,
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4yT10 15-25 — 3411 = 1. ITepexoms k Moysuo 25, mojiyuaeM —34-11=1 (mod 25).
IMoatomy —34 = 16 mod 25 saByeTcs obpatHeIM K 11 o moaymo 25.

Oo6pamienue o moayymo N. Y uucia a ecmbv o6pamHoe no modyro N moeda u
momko moeda, koeda a u N @3aumHo npocmul. Koeda o6pamHoe cyujecmayem, OHO
Modicem 6blmb HALiOeHO 3a Gpems 0(n®) (2de n, kak 06bI4HO, 0O6O3HAUAEM pasmep
BX0OHBLX OAHHBLX) PacUUPeHHbBIM atzopummom Eexuda.

HrTak, ¢ AesieHreM IO MOAYJIEO MBI pa3o0pamch: B apudMeTUKe 1Mo MoAyo N
MOXHO JIeJIUTh Ha YMCJIa, B3aUMHO IIpocThie ¢ N. [lejileHre Ha TaKOe YKCJI0 COCTOUT
B YMHOXEHHH Ha oOpaTHOe K HeMy, KOTOpOoe MOXXHO HalTU C TOMOIBI0 pacliu-
peHHoro ajroputMa EBkimiga.

1.3. IIpoBepka umceJ1 Ha IPOCTOTY

Kak e BBIACHUTSD, ABJIAETCA JIM YKCJIO IIPOCTHIM, He MbITasACh packjaaplBaTh ero
Ha MHOXUTe/M? B aToM Ham nmoMoxeT Teopema 1640 roaa:

Majaa TeopeMma ®@epwma. /Jiia 06020 npocmoeo uucaa p unboco 1 <a<p-—1
BbLNOJTHEHO CPAGHEHUe

a’ =1 (mod p).

Joxazamesmcmeo. Ilycts S = {1, 2, ..., p — 1} — MHOXeCTBO HEHYJIEBBIX OCTATKOB
10 MOAYJI0 p. BaxkxHoe HaG O eHe: YMHOXas BCe 3TH YKCJia Ha a (110 MOJyJIo p),
MBI OITATH MMOJIyYMM TO K€ CaMOe MHOXeCTBO. Ha prcyHKe HIke MOKa3aH IpuMep
i a=3, p="7. 3 pucyHKa BUJTHO, YTO YUCJIA

3-1mod7, 3:2mod7, ... 3-6mod7

IPeACTaBJAIT co00i yncia 1,2, ..., 6, TOJbKO 3amyCcaHHbIe B OPYIOM IOPs/KE.
IlepeMHOXUB KX Bce, moyydaeM, uto 6! = 3° - 6! (mod 7). Cokpamas Ha 6! (3T0
JOTMYyCTHUMO, TaK Kak yucya 1, 2, ..., 6 B3auMHO MPOCTHI C 7, U MOXHO IO O4Yepeau
COKPAaTUTh Ha KaxJoe M3 Hux), HaxomuM, 4To 3° =1 (mod 7) —kak pas To, uTo
TpeboBasioch AoKa3aTh B ciiyuae a =3, p =7.

N
o O O O O
N
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SBJsieTCA JIM YUCJIO MIPOCTBHIM?

Yucma 7,17,19, 71, 79 ABIAIOTCA IPOCTHIMU, HO KaK HaCUET uncia 717197179?
C nepBoro B3IJAAa BONIPOC HETPOCTOU, MOCKOJIbKY KAaHAUAATOB Ha POJb €T0 Ae-
JmTesieil MHoro. EcTb, ofHaKo, pa3Hble criocoObl OrpaHu4UTh nepebop. Hampu-
Mep, ecJIM Y1CJI0 HEeYETHO, TO He CTOUT IPOBEPATh, €CTh JI Y Hero Y6 THhIE JejI-
TeJ. Boslee Toro, B kauecTBe KaHAWJATOB MOXHO paccCMaTpyUBaTh TOJbKO IIPO-
CTBbIE YMCJIA.

Janee, aucyo N ABJs€TCA IMPOCTHIM, €CJIM y Hero HeT JiesmTesieii ot 2 1o VN.
JeiicTBuTesbHO, B paszjoxeHun N =K - L xoTA Obl oiHO 13 uncesa K u L 06513aH0
6BITH He Gosbre +/N.

Kak BUHO, HEMHOTO IOAyMaB, Mbl CMOIJI JOBOJILHO CHUJIBHO COKPaTUTh Iie-
pe6op. BEITh MOXeT, MPOJOJKasA B TOM XKe JyXe, MOXHO MOJIydYUuTh 3MHEKTUB-
HBII aJTOPUTM IIPOBEpPKH 4Kcjia Ha npocToTy? [Toka 3TO HUKOMY He yAasoch.
Jlesio B TOM, YTO MBI IIBITAJICh IPOBEPUTH YKCJIO HA MIPOCTOTY, OJHOBPEMEHHO
PasJIodHcus ezo Ha MHOJXCUMe T, a OBICTPO pazJaraTh YKcjia Ha MHOXUTEI [T0OKa
HUKTO He yMeeT.

CoBpeMeHHas Kpunrorpadusa ocHOBaHa Ha cjeAylolell BaXXHOU upee: pac-
KJ1adbleams YUCIO0 HA MHOJCUMeL mpyOHO, 8 MO GpeMA KaK NpoGepumbv HUCJI0
Ha npocmomy Jiecko. OKa3pIBA€TCA, YTO MOXHO OBICTPO IIPOBEPUTH, ABJIAETCA
JI1 JaHHOE YMCJIO IIPOCTBIM — HO NIpOBepKa 3Ta He JAaéT AeymTesiell, Korga OHO
OKa3bIBaeTCsl COCTaBHBIM!

AHaIOTUYHOE paccyX AeHue rOAUTCSA U /1 TPOU3BOJIBHOTO POCTOro p (¥ mpo-
M3BOJILHOTO a). [IepBEIM [IeJIOM MBI TIOKaXXeM, 4TO, YMHOXas (10 MOAYJLO p) dJie-
MEHThI MHOX€ECTBA S Ha p, MBI [TOJIyYUM PA3/UiHble HEHYJIEBBIE OCTATKU 110 MO-
nymmo p. Otciofa OyLeT ciefioBaTh, YTO BCTPEYAIOTCA 6Ce HEHYJIEBBIE OCTATKU (MX
CTOJIbKO Xe).

Yucima a - i mod p pa3/myHBI IpY pasHBIX i, TOCKOJIbKY M3 @ -1 =a - j (mod p)
JesleHreM Ha a (yMHOXeHHeM Ha a” ') moJiyyaeTcs, 4To i = j (mod p). (Bcmowm-
HUM, 9TO YKCJIO P IPOCTOE, MO3TOMY d B3AUMHO TIPOCTO C P, M @ CyIIECTBYET. )

Bce a - i mod p He paBHBI HYJIO, IOCKOJBKY (omsaTh xe) u3 a - i =0 (mod p)
cnenyert, uto i =0 (mod p) (menenue Ha a).

Temepb MOXHO 3amucath S ABYyMs pa3HBIMU CIOCOGaMu:

$S={1,2,...,p—1}={a-1mod p,a-2modp, ...,a-(p — 1) mod p}.
[Ipou3BeNeHKE OT MOPAAKA HE 3aBUCHT, TaK 4TO
(p—1D!=a’'-(p—1)! (mod p).

CoxparuB Ha (p — 1)! (mocenoBaTebHO YMHOXas Ha oOpatHeie K 2, 3, ..., p — 1,
KOTOpHIE CYIIECTBYIOT, TaK Kak 2, 3, ..., p — 1 B3aMMHO HPOCTHL C p), MOJIy4aem
YTBEPXK JEHIE TEOPEMBEI. O

ODTa TeopeMa IO3BOJIA€T YCTAaHOBUTD, YTO YHMCJIO p COCTaBHOE, He HaXOJ ero
Jle/mTeNeil: JocTaTtouHo yoemurhes, uto aP~! #Z 1 (mod p) mpu HeKOoTOpoM a =
=1,2,...,p—1. MoxeT ObITb, MOXHO IPOBEPATH IPOCTOTY YHCEJI C €€ IIOMOIIBIO?
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Hanpuwmep, tak:

na «IIPOCTOE»
/
BeOpath a — aV"!'=1 (mod N)?

| aa———
HET «COCTaBHOE»

Tect ®epma

[Ipo6seMa B TOM, 4TO ycjoBue B TeopeMe depma He sABJAeTCA HEOOXOAUMEBIM
(xoTA ABJFIETCA JOCTAaTOYHBIM): TeopeMa HU4Yero He TOBOPUT IIpO CJydaii, Koraa
N coctaBHOe. U [ieficCTBUTEJIbHO, COCTaBHbIE 4Kcia N BIOJIHE MOTYT IIPOXOJUTh
TecT ®epMa (TO eCTh yIOBJIETBOPATh cpaBHeHuo a” ! =1 (mod N)) as1s HekoTo-
pBIX 3HaueHull a. Hanpumep, uncso 341 =31 - 11 cocTraBHOe, HO B TO e BpeM:A
2340 =1 (mod 341).

MoxHO BCE xe HaeAThCsA, YTO JJIA COCTaBHBIX N TaKuX 3HAUeHUI a He 0ueHb
MHO020. B KaKOM-TO CMBICJIEe 3TO JIeHICTBUTEJIbHO TaK (TOYHYI0 (GOPMYJMIPOBKY MBI
JaiM MO3Xe), ¥ Ha ITOU Hlee OCHOBAH aJropyutM PRIMALITY (puc. 1.7), KOTOPHIi
HCMOJIb3yeT He Kakoe-TO (UKCHUPOBAaHHOE d, a BEIOMpAeT ero ciyuatiHsimM 06pa3om
u3 MHOoXxecTtBa {1,2,...,N — 1}.

Puc. 17. AfropuT™M MpOBEPKU YKCJIA HA MPOCTOTY.

dymxmma PRIMALITY(N)

{Bxon: momoxwrenpHOe mesoe umcio N .}
{Bexon: ma/met.}

B34Tb CIyd4aiiHoe mesmoe umcio a or 1 mo N —1
ecm a¥"1'=1 (mod N):

BEpHyTH <Ia»
vHave:

BEPHYTb <HET>

YTo MOXHO cKazaTh IIPO 3TOT ajropuTMm? Ilyoxas HOBOCTb: CYLIECTBYIOT CO-
craBHbIe yrcya N, KoTopble IpoxoJaT TecT depma 11 Bcex a (B3auMHO NPOCTHIX
¢ N). OTu 4yucia Hall aJTOPUTM COYTET IpocThiMu. VX HasbIBaoT uuciamu Kap-
matixsa (Carmichael numbers).

Xopomas HOBOCTb: BO-IIepBHIX, uucia KapMmalikja BcTpedalTcsa AO0BOJIBHO
peliko; BO-BTOPBIX, KaK MBI CKOpO yBUAUM (c. 32), ¢ HUMU MOXHO CIIPaBUTHCA
JpPYTUM CIIOCOOOM.

Ha ocrampabIX unciax (kpome uncesn Kapmaiikia) Haml ajroputM paboTaer
JI0OBOJIbHO Xopo1o. B camoMm fiesie, sto60e IIpocToe 4Kcijio, KOHEYHO Xe, IPONJET
TeCT U aJTOPUTM BBIJACT NPAaBUJIbHBINA OTBeT. A 4TO OyJeT ¢ COCTaBHBIMU 4MCJIa-
mu? 1o ornpefiesieHHI0, COCTaBHOE YHCJIO, He ABJEIeecs yrcyoM Kapmarikia, He
MIPOXOAUT TeCT XOT:A OBl IPU OJHOM 3HaueHU!U a. MBI MoKaxxeM, YTO TaKue 4Kcja
He IIPOXOJIAT TeCT OJTA NOJTOBUHbL BCEX B03MOXUCHBLX 3HAUeHUl a (Ym faxe GoJbIne).

Jlemma. Ecu aV~! £ 1 (mod N) dta Hekomopoeo a, é3aumro npocmozo ¢ N, mo
5MO BepHO He MeHee UeM 01 NOJIOBUHBL BCeX a @ uHmepaaie om 1 do N — 1.
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JTO Ke Teopus rpymnmn!

JiA Jr0060ro MOJIOKUTEBHOTO 1eJioro uricjia N MHOXeCTBO uyuces oT 1 1o N,
B3aUMHO NPOCTHIX ¢ N, o6pa3yeT epynny (group). OTO 3HAYUT, YTO:

* Ha MHOXECTBE OoIlpe[ieJIeHa onnepannsa YMHOXEHA;

* MHOXECTBO COIEpPXUT HENTPAJbHBIM 3JleMeHT (eIMHUITY): P YMHOXEeHU!
Ha Hero 000 3JIEMEHT OCTaeTCsA HeM3MEeHHBIM;

* y KaX/J0ro 3jeMeHTa ecTb O0paTHbIN (KOTOPHIN B MPOU3BENEHUU [IAET eJIi-
HULY).
PaccmatpuBaemasi HaMy I'pynna Ha3bIBaeTCs MYJTbMUNIUKAMUGHOU epynnot
@bruemog no modymo N (multiplicative group of N) u o6osHavaetca Zy,.
Teopus rpynn — BaXHBIA pa3fes MaTeMaTuku. OOHUM U3 KJIOYEBHIX ITOHS-
TUH B Hell ABJAeTCA NOHATHE nodepynnst (subgroup). 3To MOAMHOXECTBO I'PyII-
IbI, CAMO SIBJEIIOIIEECs TPYyNHou (¢ TOM Xe omepanueil yMHOXeHus). Teopema
JlarpaHxa, OOUH U3 IEPBHIX PE3Y/IbTATOB TEOPUU I'PYIIN, YTBEPXKJAET, YTO pa3-
Mep HOArpymisl (YUCTI0 37IeMEHTOB B Hell) JeJUT pa3Mep TPYIIIIHL.
PaccmoTpuM Ternepb MHOxecTBo B = {b: b¥ "' =1 (mod N)}. Hetpymo o-
Ka3aTh, YTO 3TO MOATpPyNNa Zy, (HyXHO IIPOCTO IPOBEPUTh, YTO B 3aMKHYTO OT-
HOCHUTEJIbHO YMHOXEHUA U B3ATUA o0paTHOro). 3HauuT, pasMmep B o0sA3aH ge-
JMTh pazmep Zy. Ul eci B He coBnajaer ¢ Zy, TO ero MakcuMaJbHbIi pasMep
ecTsb |Zy|/2 u 3aBegomo He 6oibmie (N —1)/2.

Jlokazamesmcmao. 3aduKcHpyeM d, B3auMHO TpocTtoe ¢ N, ama kotoporo a¥ ! #
# 1 (mod N). Terepb 3aMeTHUM, YTO KaXJIOMy OCTaTKy b < N, i1 KOTOPOT'O TECT
npoxomut (To ecth b1 =1 (mod N)), MOXHO CONOCTaBUTL OCTATOK a - b, 1A
KOTOPOTO TECT He IPOXOAUT:

(a- BN 1=a"1. bV 1=a""1£1 (mod N).

Bosiee Toro, pasHeiM b COOTBETCTBYIOT pasHble a - b (Bcé 1o Toii xe IpuYrHe: pas
a obpaTuMo, To a - i Za - j 1A i Z j). Takum o6pa3oM, OCTaTKOB, JIJII KOTOPHIX
TecT He IIPOXOAUT, He MeHbllle, YeM TeX, I KOTOPBIX OH IIPOXOJUT. O

Takum o6pazom, AJi Beex urces1 N, kpoMe urces Kapmaiikiia, BEpHBI CJIeIyio-
Ye YTBEPXKAEHUA.

N-1_—

Ecm N mpocroe, TO a 1 (mod N) mma Bcex a < N.

Ecrm N coctaBHoe, To a¥ ! =1 (mod N) myi He 607iee YeM HOJIOBUHBI BCEX
a<N.
3HauuT, 1 asroput™Ma PRIMALITY BEPHBI CJIeyIOIIMe OlIeHKY BEPOSATHOCTH:

ecm N mpocToe, To P(a/ropuTM BO3BpallaeT «a») = 1;

1
ecm N coctaBHOe, TO P(asroputm Bo3BpariaeT «aa») < 3¢

B Takux cJy4asx roBopAT 06 odHocmopoHHeli owuobke (one-sided error): Mbl
MOX€eM IPUHATh COCTAaBHOE YKCJIO 3a MPOCTOE, HO He HaoOOpoT. BeposATHOCTH
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OIIUOKY MOXHO YMEHbBIIUTh, TOBTOPUB TECT JIJISI HECKOJIbKUX CJIyYaitHO BHIOpaH-
HbIX a (aqropuTtM PRIMALITY2 Ha puc. 1.8): [yt coctaBHOoro N

P(asroputM PRIMALITY2 BO3BpaIlaeT «/a») < %

BepoATHOCTD OMUGKY OBICTPO (IKCIOHEHITNAJIBFHO) YOBIBAET ¢ pocToM k. CKaxem,
npu k = 100 monyuaerca 271%, uto yxe mpeHeGpexuMo Masio (ckopee yX KOM-
MbI0TEep BO BpeMsl BBIUKUCJIEHUH JacT cHoi).

Puc. 1.8. AJropuT™ IpOBepKH ITPOCTOTHI YKCIIA C HU3KOI BEPOATHOCTHIO OMIMOKH.

dyrxmma PRIMALITY2 (N)

{Bxon: monoxurenbHoe mesoe umcio N .}
{Buxozn: ma/met.}

B3ATb K CIIyYalHHX IeNbiX TOJOXUTENbHEX WUCeN dp, dy, ..., dx <N
ecnn aﬁvf1 =1 (modN) mna Bcex i=1,2,..., k:

BEpHYTL «Ia»
nHAve:

BEpHYTb <HET»

1.3.1. I'eHepaluA cJIydalHBIX IIPOCTHIX YUCeJI

V Hac yxe [OYTH BCE TOTOBO U1 KPUNITOrpadpuiyeckux npuiioxenuil. [locseHee,
YeMy HaM OCTaJIOCh HAYYMThCs, — DTO T€HEPHUPOBATh CJIyYaiHbIe [IPOCTHIE YMCIIA
IUIMHOM B HECKOJIbKO COTEH GUTOB. DTO HE OUYEHb CJIOXKHO, TOCKOJIbKY [IPOCTHIX YH-
CeJI IOBOJIbHO MHOTO: CJIy4aiiHOe YMCJIO U3 N GUTOB UMEET IPUMEPHO OAWH IIAHC
13 n ObITh MPOCTHIM (TOUHEe, okosio 1/(In 2") ~s 1,44 /n).

3akoH pacmpefesieHHUs MPOCThIX yuces.. O603Hauum uepe3 7(x) KO/UUECMBO
npocmulx uuces, He npedocxodawux x. Toeda ww(x) ~ x/(In x) wmw, 6osee ¢op-
MQTHHO,

. T X

li {CIN 1.

m =
x—o0 X/ Inx

3aKoH 2TOT MMeeT JOJTyl0 McTopuio (HauuHadA c JlexxaHnapa) v AoKasbplBaeT-
cs COBCEM He NPOCTO, HO GJrarofaps eMy MOXKHO JJOBOJIbHO OBICTPO reHepHpOBaTh
cJIy4yaiiHble IIPOCThIe YKCJia: HY>KHO BCEro JIMIb OpaTth ciyuaiiHble yrcja Tpebye-
MOM JUIMHBI U IPOBEPATh X Ha IPOCTOTY, IOKa He 00HApYXUTCs IPOCTOeE.

KakoBo xe oxumaemoe BpeMs pabOThl IPUBEAEHHOTrO ayropurMma? CKOJIbKO
MIONBITOK B CpeJiHeM HYXHO, YTOObI HATKHYTbCS Ha IIPOCTOe Yucjio (KoTopoe ra-
PaHTUPOBAHHO NMPOKHAET TecT)? BepoATHOCTh CJIy4aliHO HATKHYTbCA Ha IIPOCTOE
yrcsio (11 KaXk JJOM MONBITKY) He MeHble 1/n (3aKoH pacipe/iesieHus POCThIX
uniceJ1). Teopus BeposATHOCTE!H [103BOJIIET 3aKJFOUUTh, YTO B CpeJHEeM [TIOHAI00UT-
cs He OoJiee n IONBITOK (ynpaxHeHue 1.34).

OcTaéTca NOHATh, KaK B 3TOM aJTOPUTMe BHIIOJHATH NIPOBEPKY Ha NPOCTO-
Ty 4 KakoBa OyJileT BepOATHOCTb OIIKUOKH (TOro, YTO aJrOPUTM BEIAACT COCTaBHOE
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Yucya Kapmaiikia

Haumenbpiiee uwncio Kapmatikia paBHO 561. OHO sBjeTCA COCTaBHBIM
(561=3:11-17) u B TO e BpeMs mpoxoauT Tect Pepma Iyl BCEX d, B3ANMHO
npocThx ¢ 561 (to ecth a®®° =1 (mod 561)), 1 TaKUX a GOJLIIMHCTBO.

HenaBHO Ob17I0 TOKa3aHO, 4To yncesi Kapmaiikja 6eCKOHeYHO MHOTO.

Pabun 1 Muutep npejioXua 60siee CJI0XKHBIN Crloco0 BEPOSTHOCTHOM MPO-
BEPKU Ha MIPOCTOTY, KOTOPBIH roguTcs 1 i urcen Kapmatikia. ITycte HaMm aa-
HO HeuéTHoe N. B uétHoMm uncsie N — 1 BeIje/ M BCe ABOMKU, TO €CTh IIpeJicTa-
BuM ero B Busie N — 1 =2"u ¢ HeuétHriM u. Kak v paHblie, BEGEPEM CIyYaii-
Hoe a u BeraucmM a” ' mod N. ITpu 5ToM MBI cHavyasia BeaucauM a* mod N,
a MoTOM BO3BEJIEM €ro B KBafpaT t pas:

t

a*modN, a®* modN, ..., a**=a" ! modN.

Ecm aV™! #1 (mod N), To N (kak MBI yXe 3HaeM) He ABJETCS IPOCTHIM.
B npoTuBHOM cJly4ae czejiaeM AOMOJHUTE bHYI0 IPOBEPKY: IOCMOTPUM, KOrAa
B TOM IIOCJIeJIOBATeIbHOCTH BIIepBhIe MOABUJIACH eVHUIIA 10 MOAy/I0 N, U Io-
CMOTPUM Ha MpepIAyIIUI YieH nocjenoBarejbHocTH. Ecimi oH ecTh (TO ecTh
II0CJIEIOBATEJIbHOCTh He HAUMHAETCS C €IMHUIIB) U He paBeH —1 mod N, TO Ml
3akJrouaeM, 4To N cocTaBHOe. B camoM Jiesie, B 3TOM CJlyuyae Mbl HAIILJII HEmMpu-
BUATLHLLL KopeHb U3 eduHuysbl (nontrivial square root of 1) — 4Kcsio, KOTOPOe He
cpaBHUMO c 1 no MoAy/mo N, HO ero KkBajpaT cpaBHUM c 1. Takoe 4ucjio Mo-
JXEeT CyIecTBOBaTh TOJIbKO B cjlyuae, ecyii N coctaBHOe (ympaxHeHue 1.40).

OxaspiBaeTcs, YTO AONOJIHEHHBIN TaKUM 00pa3oM TecT YHHUBepcaJieH, U Yrcia
Kapmaiikya emy yxe He CTpaIlHbIL: IPU JE000M COCTaBHOM N C BEpOATHOCTHIO
3/4 nm GoJiblile MBI 3TO OOHAPYXUM.

uyncJo). IToxoxe, 4TO ¢ TPaKTUYECKOM TOYKY 3peHUA AOCTATOYHO BHITIIOJHATD TECT
®epma 111 a = 2 (11 0000 HeJOBEPUMBHIX — IIPU @ = 2, 3, 5) U BCE paBHO ¢ 00JIb-
IO BEPOATHOCTBIO MBI HAWIEM NPOCTOE YHCJIO.

[Touemy? 13 nokaszaHHBIX Hamu (HaKTOB 3TO He cjleflyeT, 1 cpasy 10 ABYM IIpu-
uynHaM. Bo-nepBrIx, cymecTByloT unicia Kapmalikia, rae HUKakoe a He IOMOXeT.
Bo-BTOpBIX, U A1 OCTaJIbHBIX YMceJsI MBI 3HaeM JIMIIb, YTO I10 MeHbIIel Mepe Io-
JIOBMHA BCEX a IMO3BOJMT BBISABUTH UX HENPOCTOTY, a PO KOHKPETHOE 3HaUeHue
a = 2 HUYero He 3HaeM.

C Apyro#l CTOpOHBI, YUCJIEHHBIE SKCIEePHUMEHTH AeJAal0T 3TO MpeIoioXeH e
npasaonofo6HeIM. 3anycTuM TecT depMa I BCeX IOJIOKUTEbHBIX LIeJIbIX Yu-
cenn N <25 x 10° u a = 2. B aToM /manasoHe cofepxuTca okosio 10° mpocTix
4uceJsl ¥ BCce OHH, eCTeCTBEHHO, TeCT IpoiayT. Kpome Toro, oGHapyxuBaeTcs npu-
mepHO 20000 uncest, KOTOpble IPOXOJAT TECT, XOTA ABJAITCA cocTaBHbIMU. Harnn
aJropuTM (BBEIOMpATh CJIy4aliHOe 4KCJIO, IT0OKa OHO M3 HUX He IPOUAET TecT) C
PaBHOI BEPOATHOCTBI0 MOXET BBIJaTh JI0O0e 13 3ThX duces1 (mpumepHo 10° mpo-
cteix 1 npuMepHOo 20000 cocTaBHBIX). 3HAYUT, IIAHC MOMACTh HA COCTAaBHOE YKCJIO
npuMepHo paseH 2 - 107> = 0,002%.
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MoXHO HaJIesIThCs, YTO U1 Yrces 60bIIero paaMepa 3Ta BEPOATHOCTh OyeT
elé MeHbIlle. BEIMTPHIII 32 CYET YIIPOIIEHNS TeCTa BO MHOTUX CUTYaIUsAX IlepeBe-
IIMBaeT OIACHOCTD, U el yacTo npeHe6peratoT. [TojlydeHHBIE TAKMM 06pa3oM yuc-
J1a MOXXHO OBLJIO OBl Ha3BaTh «IIPOCTHIMU YHMCJIAMU IIPOMBIIIJIEHHOTO KaYyeCTBax.

He npoiieH

cocTaBHbIE /4
_| TecT Mepma
(w1 a=2) ~ 20000
COCTaBHBIX
IIpOCThIE MpOMJIeH ~ 107
MPOCTHIX
JI0 Tecrta: [IOCJIe TecTa

Bce yncia < 25 x 107

BepOHTHOCTHBIe AJIOPUTMBI: BHUPTyaJibHaA IrjiaBa

VIMBUTEIbHO, HO HEKOTOpBblE U3 CaMBIX OBICTPHIX W W3OMIPEHHBIX AJTOPHUT-
MOB, NPUJYMaHHBIX JI1 Pa3HBIX 3ajay, ABJLIOTCA GEPOAMHOCMHbBIMU: AJITO-
PUTM UHOTAA NoAOpachkiBaeT MOHETY U JEeHCTBYeT B 3aBUCHMOCTH OT MCXOZA.
[Tpu 3TOM BepOATHOCTH yclexa Ha Jro6oM Bxofie (101 cjlyyaeB, B KOTOPOH HA
smom @xode OyIeT NOJIyueH IPaBUJIbHBIN OTBET) OKa3bIBaeTCsA OJIM3KOM K eu-
Hurle. (BaxHO He mepenyTaTrh UX C aJTOPUTMaMU, KOTOPhIE JAI0T NMPaBUJIbHBIN
OTBeT Ha O6OJIIINHCTBE BXOJIOB: aJIOPUTM, KOTOPHIN TOBOPUT «COCTABHOE» IIPO
mo6oe 1000-6uToBOE YMCiO, omubaeTcs MeHee 4eM B 1% cilyyaeB, HO MOJIb-
3bI OT HEr0 HUKAaKo.) MBI peliyii He BBIAeJIATh BEPOATHOCTHbIE aJTOPUTMEI B
OTHeJIbHYIO IJIaBy, a pacCMaTpuBaTh UX IO XoAy AeJa. IIpyu 3ToM AJIA UX IIOHU-
MaHUs, KaK IpaBUIo, JOCTATOYHO UHTYUTUBHBIX IIPe/ICTaBJIEHNI O 6a30BHIX 11O-
HATHUAX TEOPUU BEPOATHOCTEN (BepOATHOCTb COOBITHS, MaTeMaTUIECKOe OXU-
JaHue U ero JMHEHHOCTD).

[lepeuricyM OCHOBHBIE BEpOATHOCTHBIE aJTOPUTMBI, BCTpevdamlnuecs B
Hamell kHure. MBI yXe paccMOTpe/li BE€pPOATHOCTHYIO NPOBEPKY NPOCTOTHI
(puc. 18). BepoAaTHOCTHaA CTPYKTypa AAHHBIX, Ha3biBaemMas XelI-Tabsmileil u
MIO3BOJHAIIASA XPaHUTh MHOXECTBO (C olepanusaMu JoOaBJieHUs, yaajieHusA 1
IIPOBEPKU IIPUHAJJIEXHOCTH), OIMcaHa B paszesie 15 3Toli riiaBel. B ryiase 2
IIPUBOJATCS BEPOATHOCTHBIE aJTOPUTMBI COPTUPOBKM M HaXOXJeHUA MeJua-
Hbl. BepoATHOCTHBIN aJTOPUTM HaxOXAeHWA MUHUMAaJbHOTO pa3pe3a ONKCcaH
BO Bpe3Ke Ha ¢. 137. CJIy4aliHOCTh UCMOJB3YEeTCA TAKXKE B SBPUCTUYECKUX aJIro-
pUTMax, HEKOTOpBIe U3 KOTOPHIX ONMCAHHBI B pazzesie 9.3. HakoHel], KBaHTOBBIN
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aJITOPUTM Pa3JIoXKeHUs Y1cjia Ha MHOXuTe M (cM. pasgen 10.7) Toxe B HEKOTO-
POM CMBICJIe BEPOATHOCTHBIM, HO, YTOOBI MOHATD, YTO 3TO 3HAYUT, HAZI0 Pa3o-
O6paThbCs B OCHOBAX KBAaHTOBOI MeXaHUKHU.

YopaxxHeHNs, B KOTOPBIX UAET peyb O BEpPOATHOCTHBIX ajropurMax: 129,
134, 2.24, 9.8, 10.8.

1.4. Kpunrorpadpus

Kpunmocucmema RSA (RSA cryptosystem), Ha3BaHHasA B 4YecTb eé cozjareJieii
P. Pusecra, A. lllamupa u JI. AgjiemaHna, KOTOPYIO MBI paCCMOTPUM B JAHHOM pas-
JeJie, UCTIOJb3yeT BCe MJer NaHHOU ryiaBbl. HaléXHOCTh 3TOI CUCTEMBI OCHOBaHa
Ha IIpeAoJIoXKeHNY O TOM, YTO HEKOTOPbIe BhIUNC/MTe bHBIE 3a4a4u (BO3Be/leH1e
B CTeleHb [0 MOYJI0, HaXOX JeHre HauOoJbIIero obiero Aejmresia, TpoBepKa
Ha MPOCTOTY) PEIAITCSA MPOCTO JaXe U JjiA 6OJbIINX YKCesI, B TO BpeMs Kak JIpy-
rye sBJEIOTCA CJIOXKHBIMU U Ha MPaKTUKe HEBBIMOJHUMEI (pasjioxeHre 60JbIINX
yyceJI Ha MHOXUTEJIN).

Tpu ymo6uMBIX repost kpuntorpados — Asmica (A) u bo6 (B), KOTOpble XOTAT
rneperoBopuTh 0e3 cBujeTesieli, u mobomnbiTHas EBa (E), KoTOpas MX MOACIIYIIN-
BaeT. (I[To-aHIJIMICKY «ITOACTYIINBAKIU» OyAeT «eavesdropper», 4YTo 00bsACHAET
BeIOOp umeHu.) IlycTs, ckaxeMm, Aymica xoueT nocsyaTe boby cekpeTHoe coobiiie-
HUe — CTPOKy 6uToB x. OHa mudpyeT X ¢ TOMOIbI0 QYHKIUU e(:) U MOoChLIaeT
Bo6y samidporanHoe coobiienue e(x). Bo6 ucnombayeT dyHknuio d(-), YToOb!
BOCCTaHOBUTH (femmdpoBars) ucxoaHoe coodmenue: d(e(x)) = x.

Amica bBob6
X —— Koziep e€x) | pexomep |- x=d(e(x))

— > EBa

Aymica u Bo6 omacarores, kak 661 EBa He mopciymaa e(x). OHU HaIEeTCH,
yto EBa, He 3HaI0MasA aropuT™Ma paciudpoBKy d, HE CMOXET U3BJIeYb HUKAKOU
nHdopmanuu 06 x us e(x).

JloBoJIbHO moJro KpunTorpadus Obljla OCHOBaHAa Ha MCIOJH30BaHUU CEKPET-
HOro («3aKpeITOro») kmoya (private key). Takum KJFOUOM MOXET OBITh, CKaXKeM,
3apaHee COCTaBJIEHHAs U U3BECTHAS TOJIbKO UM BOUM TabjmIa i1 KOAUPOBAHUS
u nexogupoBanus (codebook). He 3Has 3To¥ Tabmiibl, EBa He CMOXXET HAYETO T10-
HATH (pa3Be YTO OJHU U Te XKe KOAbl OyyT MCIO0JIb30BaThCA MHOTOKPATHO, U 3TO
JacT YacTUYHYI0 MHOOPMAIMIO 0 COOOLIEHNN).

Ho kak 6bITh, ecyii Amica 1 Bo6 HUKOTIa He BCTPeYaJMCch M BCIO MIX MIEPENTHUCKY
EBa MOXeT yuTaTh ¢ camoro Havaja? CMOTYT JI OHU IepeaaTh APYT JPYTY YTO-TO
B ceKkpeTe OT Heé€? Ha mepBhiil B3I/ KQXETCs, YTO dTO HEBO3MOXKHO: €CII U3 UX
MepenucKy MOXHO M3BJIeYb Ccrocob pacmudpoBKH, TO OH JOCTyrneH EBe, ecym ke
HET — TO KaK OHM CaMH CMOTYT YTO-TO pacmudpoBars?
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OkasblBaeTcs, YTO 3TO BCE-TaKK BO3MOXXHO, eCJIM BOCIIOJB30BaThCsA pasHuUIleil
MeX/y CJIOXXKHOCTBIO 3a/1a4¥l IPOBEPKU NPOCTOTH! (M OTBICKAHUA MPOCTHIX YKCeJI)
Y 3aJjauy pasJioXeHusA Ha MHoxuTem. Ha aTom ocHoBaHa cucrteMa mK¢poBaHuA
RSA ¢ otkpeiTeiM Kjm049oM (Rivest—Shamir—Adleman public-key cryptosystem).
[Ipu eé ucnosm3oBaHuu Bob coobiaeT Ajmice HEKOTOPYI0 MHGPOPMAIUIO — «OT-
KpHITEIN K04Y». C eé ncnosb3oBaHueM Amica MoXeT 3amu@dpoBaTh CBOE CO00-
menue. Ho pacmndpoBats ero cMoxeT ToJbKO Bo6, TOCKOIBKY OHOTO OTKPBITO-
ro KJIoya Jig 9Toro Majso. (OTa cxeMa MCNOJb3yeTcs NpU lepefjaye CeKpeTHBIX
JaHHBIX, TUIIa HOMEPOB KPeJUTHBIX KapT, [0 HHTEPHETY.)

[Tpu aToMm Asmice u BoOy He HyXXHO BBINOJHATb 0CO0O0 CJIOXKHBIX BBIUYKCJIEHUN
AU mudpoBaHua U Aemn(poBaHusA, C HUMU CIPaBUTCA U MOOMJIbHBIN TesieOoH.
Ho pacmmdpoBka, X0TA TeopeTHyecky 1 BO3MOXHA, TpeOyeT yMeHUs pacKJiapl-
BaTh YMcCJia HA MHOXUTEJM, U AaXe CyllepKOMIIbI0Tephl B 3TOM He ToMoryT. MmeH-
HO 3a CY€T 3TOro pas3peiBa cucreMa RSA npousBesia peBoIOIMI0 B KpunTorpaduu.

1.4.1. CxeMBI ¢ 3aKpPBITHIM KJIOYOM: OJHOPA30BHIi K04 u AES

B sTOM paszzesne MBI 00CcyauM ABa crocoba MmuUGpPOBaHUA C 3aKPBITHIM KJIOYOM
(oHU HaEXHBI, TOJIBKO €CJIM IPOTUBHUK He 3HAeT 3TOro KJIoYa).

B npoTtokose mmdpoBaHus ¢ 00HOpa3oebim Knouom (one-time pad) Amica u
Bob BcTpeuarnTcs 3apaHee U BHIOMPAIOT KJHOY — OUTOBYIO CTPOKY I' TOU XKe JIJH-
HBI, YTO U Oypyiee coobmeHue. [lludpoBanre cooblmeHUA X COCTOUT B MOOU-
TOBOM CJIOXKEHUM X C KJEOYOM r. Kax[plii GUT CTpoku e(Xx) paBeH CyMMe IO
MOJyJIEO [Ba COOTBETCTBYIOIIMX OWTOB X U r; 3Ta omlepanus HaswsiBaeTcsa XOR
(eXclusive OR, «uckmouarouiee UJIN»): e,.(x) = x ® r. Hampumep, ec/m BrIOpaH
xymo4d r =01110010, To coobienue x = 11110000 koaupyeTcs Kak

e,(11110000)=11110000 & 01110010 = 10000010.

Jlerko coo6pa3uth, 4TO QYHKIHA e, oOpaTHA K camoli cebe (B TOM CMEBICTIE, UTO,
[IpYMeHUB e€ BTOPOI1 pa3, Mbl BEpHEMCA K UCXOAHOMY COOOIeHUI0):

e.(e,(x)=(x@r)®r=x®(rer)=x00=x;

3fech 0 — CcTpoKa U3 OHMX Hyneil. Tak 4To JAemudpoBaHHe IPOCTO TOBTOPSET
mudposanue: d.(y)=y ®r.

Kak Hazgo BeIOupaTh 1, 4TOOH 3Ta cxema Oblyia HaaexHON? [IpocToii crnocob:
oI0POCUTh MOHETKY CTOJIbKO Pa3, CKOJBKO OUTOB B I, U 3alMCATh PE3YJBTATHI
6pocanuii. [Ipu 5ToM Bce BapuaHThI (Bce aJieMeHThl MHOXecTBa {0, 1}™) paBHOBe-

U TeprneHTHH Ha YTO-HUOYp I10JIe3eH

W3BecCTHHIN cleruaJicT no teopuu uucen I. Xapau ofgHaXx sl Hamucar «3a
CBOIO XXM3Hb 51 HE C/eJIaJI HUYEero ,I10Jie3Horo“». OH OBLJI CIIEIINaIMCTOM 110 TEO-
pUM Yricesl— caMON YTO HU Ha eCTh «UKCTOU» (He «IPUKJAAHON») MaTeMaTu-
Ke —1u OBl OBl OYeHb y/MBJIEH, ec/ Obl eMy pacckasajii, YTO TEOPEMBI Teo-
pyM uncesi HalAyT caMoe HellocpeACTBEHHOe NpuMeHeHNe B 6aHKOBCKUX Olle-
panusx.
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POATHBHI, U TprubaBJieHNe K HUM JT0OOro COOOI[eHUs X llepeMellrBaeT UX, OCTaB-
JIAsl paBHOBEPOATHHIMY, Tak uTo EBa (He 3Haromas r) HUuero He y3HaeT. [IycTs,
ckaxeM, EBa Buaut coobmenue 10. 3To cooblieHre MOXeT IOJIyYUThCA U3 JH000-
ro coobmeHys AyCH IpYU KaKOM-TO 3HaUeHUM KJI04a, U HUKakoi nHbopmanum
EBa He nosiyyaert!

00

X Yy

KoHeuHO, 3Ty cxeMy MOXHO HCII0JIb30BaTh TOJBKO OHAX bl (OTCI0AA 1 Ha3Ba-
Hue). Ecym mocjaTh TakuM cmocoboM aBa coolIeHusa X U z, To EBa cMoxeT Boc-
CTaHOBUTH X @ 2z, MOCKONBKY (X B 1)@ (2@ 1) =(x®2)D(rdr)=x®z00=xDz.
OTa nHdopManua MoxeT OBITh CyIIeCTBEHHOH: cKaxeM, 110 X & z BUAHO, HaulHa-
I0TCA JIU X 1 2 Ha OOHO U TO Xe. A eC/ld OAHO U3 COOOIeHUI COIePXKUT A/IMHHBIN
KYCOK M3 NOJAPAA UAYIIUX Hysel (YTO BIIOJIHE BO3MOXHO, €CJI 3TO KapTHUHKA), TO
B X @ z Ha COOTBETCTBYIOI[eM MecTe Oy[eT IPOCTO KyCOK Apyroro coobuieHus. [To-
3TOMY «OBIBIINE B yIOTpeOJieHN» OUTH HeJIb351 MCII0JIb30BaTh IOBTOPHO, U 3ama-
ca obIUX cJlyYaliHbIX OUTOB JIOJDKHO XBATUTh Ha Bee OyayIyie cOOOIIeHuUs.

CucrteMa 3Ta MpocTa U HaAéXHa, HO HelmpakTHUyHa (TpebyeT MIMHHOIO KJIO-
ya). [Toxoxuiil (1 B TO Xe BpeMsA MMPOKO HCHOJB3YI0Luiicsa) crocod mudposa-
Hus onucaH B cmandoapme AES (advanced encryption standard). Kak u npexne,
Amica u Bob6 3apaHee BBIOUPAIOT CJIyYallHYI0 CTPOKY OUTOB I, HO (PUKCUPOBAH-
HOU AymHbI — 128 6uTOB (€ecTh BapuaHTH ¢ JymHaMu 192 u 256). 3Has r, MOXHO
BBIUMCJIATH B3aMMHO OJHO3HAYHYI0 QYHKLMIO e, Ha CTpoKax JmHE 128. Kimoye-
BOE OTJIMUMe COCTOUT B TOM, 4TO 3Ta PYHKI[MA UCIOJIB3YETCA MHOTO pa3: JJIMHHOe
coobieHre pa3dUBaT Ha KycKy JyIMHON 128 OUTOB 1 IPUMEHSIOT €, K KaXA0OMY
13 HUX.

HapéxHocth cranmapta AES He gokasaHa. B To ke BpeMsA HUKTO He 3HaeT
(nm, o kpatiHeil Mepe, He myGymKkyeT!) cnoco6a pacu@poBKy coobIeHUN, He
TpeObyroiero nepebopa HepeaJbHO OOJIBIIOTO YKCJIA BapUAHTOB.

1.4.2. IIpotokos RSA

B oTymuue oT AByX IpeAplAyIIMX, cxema mudpoBaHusa RSA aBiseTcsa npomokoiom
¢ omkpwvimslm ksnouom. Ecmi Bob xoueT mosiyuaTh KOH(QUAeHIMalbHEIE Coo01Iie-
HUA, OH MyOJIMKyeT OTKPBITHIN KJEOY, C IOMOIIBI0 KOTOPOTO JEOOOH JXKearmni
MOxeT mudpoBaTh NOChIAEMbIe eMy coobmeHus. A KkpoMe 3Toro, y boba ects 3a-
KPBITBIY KJI0Y, KOTOPHIM Hy’KeH AJI1 paciiippoBKU U KOTOPHIH U3BeCTEH TOJLKO
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eMy. EBa ero He 3HaeT u notoMy pacindpoBaTh HUUero He MoxeT (eci TOJbKO
OHa He HayuuJach OBICTPO pacKJaJpIBaTh YKcjia HA MHOXUTEIIN).

Cxema RSA ocHoBaHa Ha Teopum umcesi. CoobifeHus OyeM cUMTaTh YHCTIa-
MU o Moymo N (coobmieHus Gospieil JMHB MOXHO pa30uTh Ha yacTtu). [ud-
poBanue GyJeT IepecTaHOBKOM MHOXecTBa {0, 1, ..., N — 1}, a nemmdpoBaHme —
oOpaTHOI IepecTaHOBKOU. OcTasioch ykas3arh, Kak BeIOMpaTh N U 5TU nepecra-
HOBKU.

CaoiicTBo. [Tycmb N — npousaedeHue 08yX NPOCMbLX HUCESI P U q, d € G3AUMHO Npo-
cmo ¢ (p — 1)(q — 1). Tozoa:

1. Omoo6padiceriue x — x° mod N s6/11emca nepecmaHo8Koli 0CmMamixoa no mo-
oysmo N (mHoxcecmea {0, 1, ..., N — 1}).

2. O6pamHoii nepecmaHogkoli Oydem 8o38edeHue 8 cmeneHs d, ede d — obpam-
Hoe K e uyucio no mooyrmo (p —1)(g — 1):

(x9)? =x (mod N)
npugcexx=0,1,...,N — 1.

[TepBoe CBOICTBO rapaHTHpyeT, YTO Npu mudpoBaHum x — x° uHbopMaus
He Tepsercsa. Ony6smkoas napy (N, e) kKak omkpsimuili Ksio4, Bo6 mos3posser
BCEM >KeJIa0IMM BBINOJHATH onepanuio mudpoBaHua. Bropoe cBONCTBO MO3BO-
JiseT ObIcTpO pacrdpoBaTh coobIeHre, 3Has 3aKpbulmelii kyoy d. (3HasA TOJIBKO
OTKPBITBIHM KJIOY e, MOXHO paciudpoBaTth coobiieHne nepebopoM Bcex BapuaH-
TOB, HO NpY 60ybIIOM N 3TO AOJITO.)

Ilpumep. TIyctb N =55 =75-11. Bo3bMéM e = 3; 3TO 3HaueHHe e JOMYCTUMO,
tak kak HOJI(e, (p — 1)(q¢ — 1)) = HO/I(3, 40) = 1. B kauectBe d Ha/O B3ATb
37! mod 40 = 27. Teneps kozoM mo6oro coobmeHus x 6yaeT y = x°> mod 55, a
JIeKOJMpOBaHKe BHIIO/HAETCA Tak: X = y2/ mod 55. Hanpumep, ecym x = 13, To
y =13%mod 55=52, a 13 = 5227 mod 55.

JokaxeMm Tenepp cpOpMyJMPOBAaHHOE YTBEPXJEHHE U NepeiiéM K aHa M3y
HaJEXHOCTHU CXEMBI.

Jloxazamesmcm@o. JIOCTaTOYHO [OKa3aTh BTOPOE YTBEPXIEHUE: eCJi1 y OTOO-
paxxeHusi ecTb OOpaTHOE, TO DTO IEPECTAHOBKA. IIpeX[Je BCEro OTMETHM, YTO
e obpatumo 1o moxaysmo (p — 1)(q — 1), mockosbky e u (p — 1)(g — 1) B3aum-
Ho npocThl. ITycth d =e ! mod N, 10 ecth ed =1 (mod (p — 1)(q — 1)), u ed =
=1+ k(p —1)(g — 1) mm HekoToporo k. Mbl IOJDKHBI II0KA3aTh, 4TO

xed —x= x1+k(p—1)(q—1) —x

nemres Ha N. ITo mauioit Teopeme ®epma xP 1 =1 (mod p) npu x Z 0 (mod p),
mostomy x'tKP~D@-D _ x nemres Ha p mpu Bcex x (B TOM umcie M IpH
x =0 (mod p), B aTOM cJiyuae obe yacTu paBHbl 0 110 Moy Io p). 1o To# Ke mpu-
upHe x°! — x meymTes Ha g. TIOCKOJIBKY p M ¢ B3aUMHO TIPOCTHL, X4 — X memres

Y Ha MPOM3BeJIeHNEe YKCEI P U ¢, TO eCTh Ha N. O
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[Tpotokon RSA mokasaH Ha puc. 19. Buggo, uto Amica u Bo0O BHIIOSHAIOT
JMIIB NPOCThIe AedicTBUA. Ho HACKOJIbKO TPOTOKOJI HAAEXKEH?

Puc. 1.9. IIpotokos RSA.

Bo6 evibupaem omkpuimutil U 3aKpblmbulil KJOUU

+ CHavuajia OH BBIOUpaeT JjBa CJyYaliHBIX IPOCTHIX YMCJIA P U q JUIMHON n OGUT
KaxJioe.

 OTKpbITHIH KJH0Y BoGa — 510 mapa (N, e), rae N = pq, a e — B3aUMHO [IPOCTOE
¢ (p — 1)(g — 1) uucsio. YacTo B KaueCTBe e BHIOMPAIOT YKCJIO 3, YTOOHI YIIPO-
CTUTH KOVPOBAHMUE,

* 3akphIThiil KJH0Y Boba — uncsio d, obpaTHoe K e 1mo moaysno (p — 1)(q — 1). Bob
3HAET p ¥ ¢ 1 MOXeT HalTH d ¢ MOMOIIBI0 PaCIIPEeHHOro ajropuTMa EBkim-
Ja.

ITugpoasarue coobujeHuA x

« Ucmosb3ysi OTKpBITHIN Koy BoGa (N,e), Aymca mnockuiaer Boby umciio
y =x°mod N (aJropuT™ BO3BE/IEHNUs B CTENEHD [T0 MOJYJIO MBI pasbupasii).

Jewugpoasatue
* ITonyuus y, Bo6 BeIUMCIAET X = yd mod N.

HapéxHocTth mpoTokosia RSA ocHOBaHa Ha TakOM MpPeOJI0XKeHNHU:
3Haa N, e u y = x° mod N, HepeaJIbHO HAWTHU X.

JlaHHOe TpeAnosioKeHe BHIJHAOAT MPaBAONOA0oGHO (XOTS He JoKasaHo). B ca-
MowM fiesie, EBa moryia Gbi iepeGupath Bce BO3MOXHbIE X (M TPOBEPSATh PABEHCTBO
x¢ =y (mod N)), HO 3TO dKCIOHEHIMABLHO A0Jro. Jlpyroil BapuauT: EBa mor-
Jia GBI pa3oxuth N Ha MHOXUTEJM, ITOCJIe Yero BHIYUCUTD d (Kak 3TO AejaeT
B06), HO pa3JioXkKeHHe YKCJIA HA MHOXUTEM KaXeTCsA BBIYUC/UTEIBHO TPYIHOM
3ajlauen.

OGparrTe BHUMaHUE Ha apaJIoKCabHOE 00CTOATEHCTBO: OOBIYHO U1 IPAK-
TUKU M0Jie3eH ObICTPHIN aJTOPUTM PEIIEHN KaKOoHU-TO 3a/jaun; 3/1eCh XKe HaM Bax-
HO omcymcmaue GBICTPOTO aJrOpUTMa pasyioKeH!s Ha MHOXUTE !

1.5. YHuBepcasibHOE XelIpoBaHue

B 3TOM paszesie Mbl IPUMEHUM TEOPUIO YHCEJT K MOcTpoeHuio xewl-gyrkyuti (hash
functions).

[TpencraBuM cebe BeG-cepBUC, B KOTOPOM HYXHO XpaHWUTh MHGOpMaIo o0
aKTUBHBIX KJIMEHTaX, NAeHTUGUIMpyeMbIX 1o ux IP-agpecam, U TakUx KJMEHTOB,
ckaxeM, He Oosiee 250. (HamomuamwMm, uto IP-agpec coctonT u3 32 GUTOB U OOBIY-
HO 3amlKChIBaeTcsA YeTblpbMA yncjaamMu oT 0 Ao 255, pasfesiéHHBIX TOYKaMH, Ha-
npumep, 18.3.7.144). Kak ObicTpo pOBEepUTh, eCTh JIU JaHHHIN [P-afpec B crincke?
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Mo>xHO 3aBeCTH MacCuB, B KOTOPOM MHAeKcoM OyneT caMm IP-agpec, Toraa mposep-
Ka CBeJETCsA K IPOCMOTPY OJHOTO 3jleMeHTa AaHHoro maccusa. Ho Takoii MaccuB
JIOJDKeH cocToATh 13 232 &~ 4 x 10° siueek, ¥ MOYTH Bee U3 HUX OY/IyT, Kak MpaBuJIo,
nycTeiMu. C APYyTOii CTOPOHBI, MOKHO XPaHUTH CIIMCOK BCEX aJIpecoB, HO TOrAa Io-
HCK 3aJJaHHOI0 ajjpeca 3aHMMAaeT BpeMsd, IIPOIIOPIHOHAJIbHOE [IHE CIYCKa. Xe-
IIIPOBAaHUe MO3BOJIAET COBMECTUTh JOCTOMHCTBA 3TUX ABYX CIIOCOOO0B, n3beras ux
HeJ0CTaTKOB.

1.5.1. Xemr-taGJmibl

Kax oMy 13 Bcex BO3MOXHBIX 232 IP-afmpecoB nocTaBUM B COOTBETCTBHE «IICEBAO-
HUM>». ByileM cuuTarth, 4TO ICEBAOHUMEI — I[eJible YMCJa B quanasoHe ot 1 o 250
(rmo3xe MBI cJlerka M3MeHMM 3TOT Auamna3oH). Ilpu 3ToMm, pasymeercs, MHOTHMM
IP-agpecaM COOTBETCTBYeT OOHO U TO Xe umcyo. Mbl, ogHako, OyaeM HaOeATh-
Cs, YTO aKTHUBHBIM ajijpecaM OyayT B OCHOBHOM COOTBETCTBOBATh pa3HbIe IICEB-
JOHUMBI, 11 Oy/ileM XpaHUTh 3TU aJipeca B MaccuBe pa3mepa 250 (MHIeKc — 1ceB-
JIOHKM).

250 IP-agpecos

Bce 232 IP-afpeca xem-Tabymina pasmepa & 250

Yro fesaTh B CJlydasx, KOra [Ba aKTHUBHBIX ajpeca MMEIT OUH U TOT Xe
nceBOHUM? ByaeM XpaHUTb B MacCuBe yKasaTeslb Ha CIMCOK, COAepXaIluil aTu
agpeca. O6bEM UCMOJB3yeMOM aMATU IPU TaKOM Criocobe IponopIiioHaieH Ko-
J4ecTBy KeHTOB (250), a He KoJMuecTBY BceX MbIC/UMEBIX IP-afmpecoB. Beiur-
PHIII B NaMATU OOJBIIOM, & MPOUTPHII B CKOPOCTH HEBEJMK, €CJIM CIHCKU He
CJMIIKOM JUIMHHBIE, TO eCTh COBIIaJIeHMI [1ICeBJOHIMOB HEMHOTO.

Kak e BoIOMpATh MCEBAOHUMBI? DTO U JIeJIAeT Xewl-PyHKyusA. B Hamem npu-
Mepe xemn-GyHKIUA h onpe/ieleHa Ha MHOXeCTBe Beex IP-aspecos (u3 232 aiemen-
TOB), a 3Ha4eHUs e€ — neJsble yrcia ot 1 go 250. Afgpec x mpu 5TOM XpaHUTCA B
siuetike ¢ HomepoMm n = h(x). TouHee, akTUBHbIE aJpeca X, 4Jisi KOTOPhIX h(x ) OIHO
1 TO e 1 PaBHO 1, CBA3BIBAIOTCA B CIIMCOK, U B iUelike MaccuBa ¢ HOMepOM n Xpa-
HUTCA yKasaTeJsb Ha 3TOT cnucok. Ecym, kak Mbl HajieeMcs, OOJIbIINMHCTBO TaKUX
CMCKOB OyyT KOPOTKUMH, TO ITIOMCK HY>KHOT0 ajipeca OyfeT ObICTPBIM.
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1.5.2. CemeiicTBa xem-byHKIMHA

Kak HaiiTu xopormryio xem-(QpyHKIUI? DTO AODKHA OBITh EeWCTBUTEJIbHO (QYHK-
LA B TOM CMEICJIe, 4YTO JAaHHOMY aJipecy BcerJa CTaBUTCA B COOTBETCTBHE OAMH
U TOT Xe 1ceBgoHUM. C APYTrof CTOPOHEHI, 3Ta QYHKIMA AOJDKHA OBITH JOCTATOY-
HO «CJIy4aliHOI», 4YTOOBI XOpOIIIO IlepeMelmnBaTh pasHele afpeca. CkaxeM, ecm
ncesoHuMoM IP-afipeca cuuTaTh ero mnocjefHuil 6aiT (IIpyU 3TOM, HalpuMep,
h(128.32.168.80) = 80), TO MOXeT BO3HUKHYThH MPoGJieMa, ecJi y GOJIbIIMHCTBA
KJIMeHTOB B 3TOM 0aiiTe 3amucaHo HeboJbiIoe Yrcjo (HalpuMmep, ecjii KOMITbIo-
Tepbl HyMePYyITCA B HeOOJIbIINX JIOKAJIbHBIX CeTAX M0 NopAAKy). Ecym BMecTo no-
cyieHero Oafita OpaTh MEePBHIM, TOXe MOXeT MOJyIUThCA MJI0X0 (0COOEHHO ecm
60JILIINHCTBO KJIMEHTOB U3 OAHOTO PErtoHa).

O6e 5Tux QPyHKIMM OB OB XOPOLIN, €c/M OBl aJipeca KJMEeHTOB BEIOMPaICh
cJIydaiiHBIM 06pa3oM M3 MHOXeCTBa Beex 232 anpecos (B TOM cMbicJie, YTO Cpef-
HUH pa3Mep clycka B Maccuse 05171 661 JOBOJIbHO MaJl). [IpoGjiemMa B TOM, 4TO 3TU
aJipeca HaM HeMOAKOHTPOJIbHBEL U MOTYT OBITh pacipeieieHsl HepaBHOMEPHO.

MoxxHo Ji1 3apaHee IoAyMaTh 1 pa3 HaBcerJa BeIOpaTh Xell-QyHKIMI0, KOTO-
pas OyzieT xopomo paboTaTh Ha JE0OBIX BXOAHBIX JAHHBIX? JIETKO MOHATH, YTO HET.
Tockomky 232 IP-afjpecaM COOTBETCTBYIOT Bcero 250 MCeBIOHMMOB, TO I JIO-
6ot Xem-pyHKIMU HalAyTcA Kak MUHIMYyM 232 /250 ~ 224 ~ 16 000 000 IP-aipe-
COB C O[HUM U TeM Xe Xell-3HaueHHEeM; B TEPMUHOJIOTUN Xell-QyHKLUHI 3TO COB-
najieHre uMmeHyetcs kosuusueti (collision). Y ecym 60/BIIMHCTBO aJjpecoB OyaeT
13 TaKOT'0 MHOXeCTBa, TO IIOKCK OyeT Me/[JIeHHbIM.

BbIxo[ 13 [0OJI0’KE€HUS COCTOUT B HCIIOJIb30BAaHUU CJIydaliHOCTU. MBI He BBIOU-
paeM xel-(pyHKIIMIO pa3 U HaBCerja, a IIpu KakA0M 3allycKe [IporpaMMbl ciIydai-
HO BbIOMpaeM e€ u3 HeKoToporo kjacca pyHKuui. IIpu aTom, kakue 661 250 azpe-
COB HaM HU JjaJi, AJ1 OOJIbITMHCTBA (PYHKI[UI 3TOro KJjacca KoJUm3ui OyaeT Ma-
J10. B pesyspTare npu to00M Habope KJMEHTOB Y Hac HellJIoXKe IIAaHCH Ha yCIeX.
(3J10yMBILIITIEHHUK, KOTOPHIM KaK-TO CMOXeT y3HaTh yXe Iocjle Hayaja paboThl
MporpaMmBbl, kakyo (yHKINIO MBI BEIOpaJ, 1 COOTBETCTBEHHO OYAeT MoadupaTh
ajpeca JyiAd aTaku, BCE Xe CMOXeT ITIOCTaBUTh HAc B TYNHK, HO 3TO yXe ropasjio
OoJiee pesiKasd CUTyaIUA. )

Kak xe BpIOpaTh momxomAmmi kjacc ¢yHknui? Ham nomoxeT Teopus 4u-
cesi. as err HaBcTpedy, BO3bMEM pa3mep maccuBa (1) He 250, a 257, mockoJbKy
257 —npocmoe wucsio. (Kazasnock 651, IIpy 4€M TYT IPOCTHe uncia?) ByaeM cuu-
Tath IP-afpec 4eTBEPKOU X;.X,.X3.X,4 OCTATKOB IO MoAy/mo 257. UToObI onpene-
JUTh Xell-QyHKIMI0, GUKCHpyeM YeTBEPKY OCTAaTKOB 0o mMoAy o 257. [IycTs 3TO
6ynyT, ckaxem, 87, 23, 125 u 4. Torma dyHkuaA 6ymeT Takoi: h(x;.Xy.X3.X4) =
= 87x; +23x, + 125x3 4+ 4x, mod 257.

J1s1si IpOM3BOJIbHOI YETBEPKU OCTATKOB a = (a;, a,, ds, 4,) MoJy4aeTcs QyHK-
nusa

4
ha(xq.x9.x5.24) = Z a; - x; mod n.
i=1

Hirxe MBI MOKaXeM, UTO e/ BEIOMpPATh YeTBEPKY a CJIYYaliHO, TO h, C BBICOKOM
BEPOATHOCTBIO OyAeT xopoiieil. TouHee, MBI JOKaXeM TaKoe CBOMCTBO:
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CBOMCTBO. ITycmb X1.X5.X3.X4 U ¥1.Y5.Y3.Y4 — 08a pazuyiHslx IP-adpeca. Ecy ko-
appuyuenmst a = (a,, a,, as, a,) CIyuaiiHo eslbuparomes u3z mHoxcecmaa {0, 1, ...
..., n— 1} (8ce n sapuarmoa pasHoaepostmHbl, Yemsipe 8b160pa OesIaomMcst He3asu-

CuMo0), mo
1

P(ha(xl; x2’ x3: X4) = ha(.yl! y2’ y33 y4)) = n

JpyrumMu cjioBaMu, BepOATHOCTb Kosumauu h,(x) = h,(y) Takas xe, KaKk ecJm
OBl 3HAUYEeHUA A X U y BRIOMpaMCh CIydyaliHO U He3aBucHUMO. OTCI0[a cyieqiyerT,
YTO OXUAaeMoe BpeMsA Noncka agpeca B xem-trabmie 6yget HeOosmbmuM. bonee
TOYHO, ¢ukcupyem 250 agpecoB. OauH U3 HUX 0003HAYUM 4Yepe3 x. [lJmHa cnuc-
Ka, B KOTOPBIY NMONAJET X, 3aBUCUT OT BrIOopa xem-GyHKInY. UMeHHO 3Ta A/IMHa
olpefiesiieT ITeJIbHOCTD ITOKCKa.

KakoBo cpefHee (110 BceM BapraHTaM Bbibopa xemi-GyHKLINN) 3HaUeHNe 3TOM
JumHb? Kaxapiit u3 249 octajbHBIX afpecoB ¢ BepoATHOCThI0 1/n=1/257 noy-
YaeT TOT K€ CAMBIH IICeBJOHNM (Xell-3HaueHUe), YTO U X. 3HAUYUT, cpeiHee KOJM-
4eCTBO a/IpecoB B X-crucke Gyaet 249/257 mmoc caMm x, TO ecTh MeHbie 2.

JokaxeM Ternepb cHOpMyMPOBAaHHOE CBOHCTBO.

Joxazamesmcmeo. T10 YCIIOBUIO X1.X5.X3.X4 # ¥1.Y2-Y3.Y4. IIyCTh, CKaXeM, X4 7#
# ¥4. Borumcsmm P (h, (xq.x5.X5.X4) =h,(¥1.Y2-Y3-Y4)), TO €CTh BEPOATHOCTH TO-
4 4

ro, 4To Y. a; - X; = Y. a; - y; (mod n). TlepenumiemM nocseaHee cpaBHEHUE CJie/Ty-
i=1 i=1
0IMM 06pa3om:

3
Zai'(xi —yi)=a4- (¥4 —x4) (mod n). (D
i=1

@yHknya h, ompeessieTcsa CJy4aliHBIM BHIGOPOM 4eTBEDKU a = (a,, dy, A3, d4)-

JormyctuM, MBI yXe BhIGpaM Cy4aiiHO dp, dy U A3 U TENEPb XOTUM MOHATh, IS

KaKux 3HauyeHui a, cpaBHeHue (1) BeimosmHsaeTcs. IlockombKy ag, a,, as yxe 3a-

¢uxcrpoBaHbl, JeBas 4acTb cpaBHeHUs (1) paBHa HeKOTOpoU KoHcTaHTe c. [To-

CKOJIBKY N IIPOCTOE Ul X4 # Y4, Y UUCJA X4 — ¥4 €CTh 06paTHOE 110 MoayJro n. Cpas-

Henue (1) MOXeT BBINIOJHATbCA TOJKO 1A a, =c¢ - (¥4 — X4) ! mod n, To ecTh pOB-

HO U1 OZHOTO 3HAYeHUs a4 U3 N BO3SMOXHBIX. O

[TocMmoTpuMm emfé pas, 4To e Mbl IoIyyrym. [IocKobKy MBI He 3HaeM, Kakue
JaHHble OyAyT XpaHUThCA B Tabsmile, Mbl BBIOMpaeM Xem-QyHKI[UI0 CJIy9aiiHO U3
HEKOTOpOro cemericTBa GQyHKIMH J¢. B Hamem npumepe

H# =1{h,:ae{0,...,n—1}*}.

3ameTuM, 4TO [jBe M3HAYAJIBHO IpejylaraBinvecs xem-GyHKINM, MEPBHIN U IO-
cJlelHUM GallT azpeca, TOXe JieXaT B 3TOM MHOXECTBE, 3TO h(y 00y U N 0,0.1)-

ldopManbHO TOBOPA, MEI TI0JH3yeMCs JIMHEHHOCTBI0 MaTeMATHIeCKOro OXUAAHHUA. JIJIA Kax Ioro
azpeca, KpoMe X, Y Hac ecTh CJIy4aiiHas BeJMYMHA, KOTOpas paBHA 1, ecl IPOVCXOAUT X -y -KOJUTA3US,
U paBHA HYyJIO, ecJI1 HeT. MaTeMaTH4yeckoe OXXUJaHNe 3TOH BeJIMYMHbI paBHO BEPOATHOCTH KOJUI3UM,
TO ecTh 1/257. Pa3Mep crricka Ha eAUHUIY GOJIbIE CYMMBI 3TUX BEJIMYUH, TaK YTO €ro MaTeMaTHhye-
249

CKOe OXUJaHue paBHO 1 .
257
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Yro66! BEIOPATh U3 3TOTO ceMelcTBa (QYHKIMIO CIIYYAHO U PABHOBEPOSTHO, MBI
[IPOCTO BBIOKpAaeM YeThIpe CJIy4aliHbIX YKCJIa dy, ..., 44 110 MOJYJIO M.

be3 ynomuHaHuA BepoATHOCTEH A0Ka3aHHOE CBOMCTBO MOXHO cHOpMysmpo-
BaTh TakK:

Jlma moGBIX IBYX pas/IMYHBIX X U Y POBHO ||/n (yHKIMiT Bcero cemeri-
CTBa IPUCBAUBAIOT dJIEMEHTAM X U Y OJHO U TO Xe Xelll-3HavyeHwue. (31ech
n — obl1ee KOJMYECTBO BO3MOXHBIX XeIll-3HA4eHUI.)

CemelicTBa xem-(PyHKIIMI € TaKUM CBOYICTBOM HAa3bIBAIOT YHUGEPCATbHbLMU.
C TOUKM 3peHHs KOJUIM3UH BYX 3JIeMEeHTOB BBIOOD xell-(pyHKIINY 13 YHUBepCalb-
HOT'0 ceMeliCTBa TaK e XOpOolll, KaK 1 BhIOOp cJIyualiHON QyHKIIUU (BEPOATHOCTD
KOJUTM3WU TSI TAaHHOI Tapsl 3JieMeHTOB 1/n). I3 3TOTO Ccjle/lyeT OljeHKa Ha cpe-
Hee BpeM: ITOKMCKA [PY UCIOJIb30BaHUU YHUBEPCAJbHOIO ceMelCTBa.

B namewm npumMmepe Mbl xpaHuwm IP-afipeca, HO, pasyMeeTcs, MOXHO XpaHUTh
TaKuM COCOOOM U 4TO-TO Apyroe. PazymHO BBIOpaTh B KauecTBe pa3Mepa Tabim-
I[bl IPOCTOE YMCJIO, KOTOpOe YyTh OoJbllle OXUAAIOIIerocsa KoJMyecTBa dJjieMeH-
TOB B Tabymile (Takoe MPOCTOe YKCJIO BCEr/ia ecTh; Ha caMOM Xe feJie, Ha Ipak-
THKe 4acTO BRIOMpPAIOT pa3Mep TabJMIbI ¢ ABYKPaTHBIM 3anacoM). Ecim nmeercs
He Goslee N = n* BO3MOXHEIX 06BEKTOB XpaHeHHsA [/I HEKOTOPOTO K, TO Kax bl
00BEKT MOXHO pacCMaTpUBATh KaK MOCJIeJOBATEJIEHOCTD U3 k OCTATKOB IO MO/Iy-
o n. IIpu aToM ceMeiictBo # = {h,: a € {0, ..., n — 1}*} GyzeT yHuBepcambHEIM
ceMelCcTBOM Xell-(QyHKIUH.

YnpaxHeHus

1.1. TTokaxuTe, 4yTO A1 JEOOOTO OCHOBaHMA b = 2 cymMa HOOBIX TPEX b-MYHBIX
1nudp B b-UYHO 3amucy COCTOUT He GoJiee 4eM U3 IBYX 1udp.

1.2. TTokaxwuTe, 4TO JJI1 JEOOOTO YKCa A/IMHA ero ABOMYHON 3amucy He 6oJiee ueM
B YeTHIPE pa3a IPEBOCXOAUT JJIMHY ero JeCATUYHON 3anrcy. YeMy mpUMepHO paB-
HO OTHOIIIEHUE 3TUX JJIMH JI1 OUeHb OOJbIINX YLCET?

1.3. B d-uyHOM JiepeBe y Kax JJOH ero BepIIUHbBI He 6osiee d feTei. [Tokaxure, 4To
rybuHa Jro6oro d-uyHoro Aepesa c n BepmuHaMmu ecth 2(log n/ log d). Moxere
JI BB IPUBECTH TOUHYIO (POPMYJIy [I/I1 MUHUMAJIbHOH TJTyOUHbI?

1.4. loxaxwure, 4TO
log(n!)=0©(nlog n).

(Moxackaska: cpapuute n! ¢ n" u (n/2)"2.)

1.5. B oT/ure 0T 6eCKOHEYHO YOBIBAIOIIEN reOMETPUYECKOH IIPOTrPECCUU, 2APMO-
Huueckuti pad 1+1/2+1/3+1/4+1/5+ ... pacxomuTcs:

| =

o0
S
. 1

i=1
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1 GosbIInX n cymMma MepBBIX N YIEHOB 3TOrO psja MpUMepHO paBHa lnn + 7,
rzae In — HaTypasbHbIH Jorapudwm, a y = 0,57721... — HekoTopas KoHCTaHTa. Jlo-
Kaxure 6oJiee cabyio OLIEHKY:

Z % = 0O(log n).
i=1

(Monckaszka: 3aXMuTe KaX bl YJIeH CyMMBI MeX Iy JBYMS OTpULlaTeJIbHBIMU CTe-
MEeHAMU OBOMKH.)

1.6. JlokaxuTe, 9YTO METOJ YMHOXEHUS YHCETT «B CTOJIOMK» (. 17) mpaBUJIbHO pa-
OoTaeT I YKcesl B JBOMYHOM CHCTEME CUHCJIEHUA.

1.7. 3a xakoe BpeMs pacCMOTPEHHBIII HAMHU PEKYPCHUBHBIL aJTOPUTM YMHOXEHU
yucesi (¢. 19) yMHOXaeT YMCJIO JUIMHBI N1 HA YUCJIO JJIHBL M?

1.8. JlokaxxuTe KOPPEKTHOCTh aJroputMa fejieHud (c. 19) u JokaxuTe BepxHIOI0
onenky O(n?) Ha BpeMs ero paboThl, Iie N — AJMHA BXOAHBIX UKCeL

1.9. Vcmosmb3ays onpefenierie x =y (mod N) (kak nemmMocty x — y Ha N), Joka-
XUTE MPaBUJIO MOACTAaHOBKHU

x=x'(modN) u y=y (modN) = x+y=x"+y (modN),
a Take COOTBETCTBYIOIee MPABUJIO 711 YMHOXKEHUS.
1.10. JloxaxwuTe, uto ecsi a = b (mod N) u M gemur N, To a = b (mod M).
1.11. Jemmres ma 41356 — 94824 ya 357
1.12. Yemy pasto 22" mod 3?
1.13. Jlesmres ym 530000 — 6123456 3 312

1.14. JonycTM, HaM HY’KHO BBIYMCJIMTH n-e yncjio dubonayuu F, 1o MOAYJIO p.
Buaure ym1 BBl ObICTPBIH ciocob chesath 3T0? ([Tofckaska: BCIOMHUTE yIIpaxHe-
Hue 0.4.)

1.15. TIpuBeuTe YCJIOBUA HAa X U C, HEOOXOMMMBIE U JIOCTATOYHBIE U BO3MOX-
HOCTM COKpAIlleHMs Ha X 0 MOJYJIO C: 3TO 3HAYWT, YTO IJI1 JEOOBIX a U b u3
ax = bx (mod ¢) cregyer a =b (mod c).

1.16. INokaxuTe, 4TO BhIUMCIeHre a’ mod ¢ mocJiefoBaTebHBIM BO3BEJEHUEM B

kBajpaT (M mepeMHOXeHUeM TOJIyYMBIINXCS CTelleHel BOMKU) TpebyeT Takoro
XKe YHCIa YMHOXEHUH, KaK aroputM puc. 1.4. Ilpusegurte npumep ¢ b > 10, rae
3TO He ONTHUMAaJILHO U BEIUKCIeHHe a’ MoXeT GBITh MPOU3Be/IeHO 32 MeHbIIee KO-
JIYeCTBO YMHOXEHU.

1.17. PaccMoTpuM 3a/iauy BEYMC/IeHNA X7 (Hac MHTepecyeT caMma CTeleHb, a He eé
OCTaTOK 1O MoJyJio). MbI 3HaeM [pa aJlropuTMa: UTepPaTUBHBIN aJrOpUTM, fieja-
OIMUN ¥y — 1 YMHOX€eHUI, 1 peKypCHUBHBIN aJrOpUTM, OCHOBaHHBI Ha JBOUYHOM
NpeJicTaBJIeHUN Y.

CpaBHHUTe BpeMs paboThl JaHHBIX JIBYX aJTOPUTMOB, CUMTasA, YTO BpeMs YMHO-
XeHUs n-GUTOBOro U M-GUTOBOro uuces ectb O(mn).
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1.18. Beruncsmre HOJ[(210, 588) mymst criocoGamu — € MOMOIIbI0 ajroputma Es-
KJIM/IA U PA3JIOKUB 063 YMC/ia Ha MHOXUTEJH.

1.19. INokaxwute, uro HOM(F,,, F,) =1 npu n = 1, rpe F,, — n-e ynciio ®uboHay-
4n.

1.20. Harigute o6paTabie: 20 mod 79, 3 mod 62, 21 mod 91, 5 mod 23.
1.21. CkoJbKO ocTaTKOB 1o Moy o 11° = 1331 umeroT o6paTHbIe?

1.22. JTokaxxuTe MM OMIPOBEPTHUTE TaKOe YTBEPXKIEHUE: eCJI Y a eCTh 06paTHOe
0 MOAYJI0 b, To Uy b ecTh 06paTHOE 1O MOYJIO d.

1.23. [TokaxwuTe, YTO €CJIM Y YMCJIa d ecTh oOpaTHoe 1o Mofy/mo N, To obpaTHOe
eTMHCTBeHHO (110 Moayso N).

1.24. CxoJsbko uncen cpeau {0, 1, ..., p" — 1} umeroT oOpaTtHbie 10 MOIYJIO p" st
TIPOCTOTO p?

1.25. BrruncsmTe 2'2° mod 127. (IToxckaska: 127 — mpocToe.)

1.26. KaxoBa mocsessia nupa AecsATnaHoil sanuen uncma 17177 ? ([Moackaska:
JUTs pa3JIMYHBIX MPOCTHIX p U ¢, a Takxke uncia a Z 0 (mod pq) B pasmene 1.4.2
nokasato pasencro a? P4V =1 (mod pq).)

1.27. [TycTp B mpoTokose RSA (cm. puc. 19) p=17, q =23, N =391, e = 3. Kakoi1
HYXXHO BbIOpaTh 3aKpPHITHIH KyH0Y d? 3amudpyiite coobuienue x =41.

1.28. IlycTts Tenepb p =7 u q = 11 (puc. 19). IIpenyoxure NoaxofAmie ApyT K
JpyTy 3Ha4YeHus e u d.

1.29. OGo3HaunM vyepe3 [m] MHoxecTBoO {0, 1, ..., m — 1}. Jlyig Kax A0ro us cjiemy-
I0IMUX CeMeNCTB Xell-QyHKIMI onpee/mTe, ABJIAETCA JIM OHO YHUBEPCaJbHBIM,
a TakXe CKOJIbKO CJIyYalHBIX OUTOB MOHAA0OUTCA, YTOOBI BBIOpaTh PyHKIUIO U3
ceMercTBa.

(a) #=1h : dq, d, € [m]}, roe m —mpocToe YKcyo u
ap,dy 1> %2 P
hal,az : [m]z - [m], hal,az(xl: xz) =a;x; + AzXy mod m.

(b) 7 onpenenseTcs Tak e, HO TENEPb M = 2k — crenenn ABOMKML
(c) o —mHoxecTBO Beex dyukiuii f : [m] — [m —1].

1.30. IIIkoJIbHBIH aJTOPUTM YMHOX€EHUs JBYX N-OUTOBBIX UMCEJI X U Y CKJIa[IbIBaeT
n KOMUH YrcJia X ¢ COOTBETCTBYIOIUMU CABUTaMU BJIeBO. JIMHa KaX JOro 4ucya
¢ Y4ETOM CIBUTa He IIPEBOCXOAUT 21.

B 5TOM ynpakHeHHM MBI CKJIQ[pIBA€M N 9UCEJI, COAepXalux m OUTOB Kax-
Joe, TIpy oMoty cxem (circuits), BEIYUCHIOMNX pe3yJbTaT napasuieswHo. NHTe-
pecoBaTh Hac OyJeT IJlaBHBIM 00pa3oM IJIyOMHA CxXeMbl, TO €CTh [JIMHA CaMoro
JJIMHHOTO IyTH OT BXOJja CXeMBI K e€ BBIXOly. Bpemsa paboTHl cxeMbl (ecym Kax-
[BIY 371eMeHT paboTaeT GUKCHPOBAHHOE BpeMsI) MIPONOPIMOHAIBHO eé rilyOuHe.

[Ipu cnoxeHUU AByX m-OUTOBBIX YKCEJI «B CTOJIOUK» AJIA BBIUMCJIEHUA 1-T0 Ou-
Ta OTBETA MbI JOJDKHBI 3HATh OUT nepeHoca u3 (i — 1)-ro paspsaa. [y6uHa mosy-
Yaloielca cxeMbl I CJI0’KeHUs, eCJI CTPOUTD € eCcTeCTBEHHBIM CII0COO0M, eCTh
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©(m). CyiecTByIO T, O[JHAKO, CXEMBI JJIs1 CJIOKEHUS € NPedBblUUCTeHUeM NePEeHOCOB,
koropsie uMmeroT ryouHy O(log m). (IlocmoTpute B Bukumeauu ‘carry lookahead
adder’, ec Bac MHTEPECYIOT MOAPOGHOCTH. )

(a) IlpuHsaB Ha Bepy CylIecTBOBAHUE CXeM [ CJIOKEeHUs TaKOW TJIyOUWHBI,
MOoKaxuTe, YTO MOXXHO BBIYMCJMTh CYMMY N 4YHCeJI JJIMHBl M CXeMOH TJIyOMHBI
O((log n)(log m)).

(b) IIpugymatite cxeMy, kotopas 6epéT mpu m-OUTOBBIX YHCIA X, ¥, 2 U BHI-
YUCJEIeT iBa YMCJa ' U S, U1 KOTOPHIX X + ¥ + 2 =1 + 5, IpUYéM KaxOplii OUT
r U S BelUMCIEIeTcA He3aBucuMo OT Apyrux. (Iloackaska: omHo u3 uucesi OyneT
Mpe/ICTaBJIATh IEPEeHOCHL.)

(c) Ucnosb3ys cxeMbl U3 peAplAyIINX TYHKTOB, pa3paboTaiiTe cxemy IilyOuHbI
O(log n) mna yMHOXeHUA OBYX N-OUTOBBIX YKCEJL

1.31. JonyctuM, MBI XOTUM BbIYMCUTh N!=1-2-3-...-N.

(a) Ckosmpko nmpuMepHo 6uToB (B TepmuHax O(:)) B uucsie N!, ecrm unciao N
COJIEPXUT N 6UTOB?

TPOUT UTM JUIA BeIuMcjieHud N ! 1 olieHuTe BpeMs er THL.
(b) IToctpoiite asro cJie N! u orge e BpeMsd ero pado

1.32. Yucsio N Ha3bIBaeTCs cmeneHsio (power), ecJii OHO MeeT BUJ] qk JUTA II0JIO-
XUTEJIbHBIX LeJbIX g U k > 1.

(a) MocTpoiiTe 3¢ddeKTUBHBIN aJTOPUTM, ONIPeIeSII0 UM, ABJIIeTCs JIU 3a1aH-
Hoe yucyjo N KBajpaTtoM Iesoro umcia. KakoBo Bpems pabGoThl Ballero ajro-
purMa?

(b) IToxaxwuTte, uto ec;mi N = qk (17151 TOJIOXKUTEJIbHBIX 1eJibiX N, g, k), To 60
N =1, mb6o k <log N.

(c) IToctpotite 3GPeKTUBHBIN aJTOPUTM, ONpPEeNeSII0INN, ABJAETCA JIM JaH-
Hoe uncyio N CTeNeHbIo, U OIleHUTE BpeMsA ero paboTHI.

1.33. IlocTpoiiTe 3h(eKTUBHBIN aJrOpPUTM BBIUKUCICHUA HAUMEHblLEe20 o0ujeco
kpamnoeo (least common multiple) AByx n-GUTOBBIX YMCESI X U Y, TO €CTh MUHU-
MaJIbHOT'O IOJIOXKUTEJIbHOTO 1eJIOT0 YrcJia, AeJHAIerocs U Ha X, 1 Ha y. KakoBo
BpeM:A paboThl Balllero aJropurtMa Kak QyHKIUA OT n?

1.34. Ha ctp. 31 roBoputcsi, 4T0, IOCKOJIBKY OKOJIO 1/n BCex n-OUTOBBIX YKCEJT AB-
JIAIOTCS [IPOCTHIMU, B CPEJHEM AOCTATOYHO IpoBepuTh O(n) CIydaliHbBIX n-OUTO-
BBIX YICeJI JIO0 [IepPBOro MPOCTOro. BOT kKak 3TO MOXHO JJ0Ka3aTh.

JlomycTuM, 4TO mpu GpOCAHUN MOHETHI OPEJI HOSIBJIAETCS C BEPOSATHOCTHIO P.
Kakoe cpefHee komuecTBO TOAOPACHIBAHUE TOHAA00OUTCA, YTOOBI MOABUJICA OPET
(cumras nocyegHee, Te Boimas opén)? (Iloackaska: (BapuaHT 1) JOKaXUTe, 4TO

o0

oteet paseH Y. i(1 — p)'~'p; (BapuanT 2) nokaxwure, uto E =1+ (1 — p)E, tae
i=1

E — uckomoe cpeHee.)

1.35. B 5TOM yImpakHEeHUM MBI JloKaxkeM TeopeMy Bubcona (Wilson): mosoxu-
TeJIbHOE 1esioe yncyio N > 1 ABJIIeTCsA MPOCTHIM TOT/Ia U TOJIbKO TOT/a, KOTAa

(N—-1)!=-1 (mod N).
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(a) Ansa mpocToro p kaxaoe uncio x =1, 2, ..., p — 1 umeeT o6paTHOe 1O MO-
nyymo p. Kakue u3 HUX ABJIAIOTCA OOpaTHBIMU K caMuM cebe?

(b) O6beqMHMB uMCia U UX OOpaTHBIE B MMaphl, TOKaxure, uto (p — 1)! cpas-
HUMO ¢ —1 [0 MOAYJI0 p, ecJi p MPOCTOoe.

(c) Tokaxwurte, uTo ec/ii N He sABJAeTCA MpocThiM, TO (N — 1)1 Z —1 (mod N).
(TMoxckaska: y N u (N — 1)! ecTh OGIIME A/ MTED. )

(d) B oymume ot maJioii Teopembl depma, TeopeMa BusbcoHa naét Heo6xoau-
MOe U [JOCTaTOYHOe YCJIOBHE MPOCTOTH yrcia. [loyeMy e Mbl He MOXeM UCIIOJIb-
30BaTh €€ I IPOBEpPKU MPOCTOTHI?

1.36. Ksadpamtsle KopHu. B 5TOM ympakHEHUY MBI HAyUUMCS U3BJIEKATh KBaIpaT-
HBII1 KOPEHb 110 MOJYJIO [IPOCTOTO YKCIA p, 1A KoToporo p =3 (mod 4), To ecTb
p=4k+3.

(a) Tokaxwure, uro s moboro x #Z O (mod p) BBIOJHAETCS PaBEHCTBO
kA — 2

(b) Yucsio x HasbpBaeTCA KGaAOpAMHuIM KOpHeM (square root) U3 a IO MOZY-
mo p, ecm a = x? (mod p). TTokaxuTe, 4TO €CJIM y a €CTh KBaApaTHBIN KOPeHb
1o Moxymo p = 4k + 3, To uncio a“*! Toxe GyneT KBaJpaTHHIM KOPHEM M3 d TIO
MOJYJIO p.

1.37. Kumatickaa meopema 06 ocmamkax.

(a) Hapucytite Tab/muKy ¢ TpeMsA KOJIOHKaMU. B IepByI0 KOJIOHKY 3aluIIATe
yucsa ot 0 7o 14. Bo BTOpyi0 3anuiinTe OCTaTKU YHCesI U3 MepBOM KOJIOHKU T10
MOJIyJI0 3, B TPETHIO — IO MOJIYJI0 5. UTO MOXHO CKa3aTh O YKCJAX BO BTOPOU U
TpeThel KOJIOHKaxX?

(b) Iyctp p 1 q — pa3/m4HBIE [IPOCTHIE YKCA. JJOKaXUTe, YTO AJ1A JE0OOI na-
PHBI OCcTaTKOB (j, k) IO MOAYJIO p U O MOAYJ/IO  (COOTBETCTBEHHO) B [amia3oHe
0, ..., pq — 1 cymecTByeT eAMHCTBEHHOE YUCJIO i, CPABHUMOE C j 10 MOAYJIO D U
cpaBHHMOe ¢ k o moaymo q. (ITofckaska: MOKaXUTe, 9YTO ABYM PA3/IIYHBIM i He
MOXET COOTBETCTBOBATh OJIHA U Ta Xe mapa (j, k), mocJsie 4ero nocyuTaiire KO-
YeCTBO Pa3JIMYHBIX i ¥ KOJIMYECTBO Pa3MYHbIX nap (j, k).)

(c¢) 3uas i, jerko HatiT napy (j, k) ¢ ykazaHHBIMU cBOICTBamMu. B 06paTHy0
cTOpoHy: HaiTu i 110 (j, k) MOXHO 110 ciefymoliei GopmyJie:

i=(j-q-(g'modp)+k-p-(p~! modq)) mod pq.

(d) Moxerte J1 BBl 0600IIUTD MOCJEHHE ABA MYHKTA Ha cJIy4al TpEX U 6oJiee
MPOCTBIX YUCENT?

1.38. UT0oOBI MPOBEPUTD, AEJMTCA JIM YUCJIO, cKaxeM, 562437487, Ha 3, MOXHO
IIPOCTO CJIOXKUTDH ero HU@PHl U IPOBEPUTh, AEJMTCA JI Ha 3 NOJyYeHHOe 4KCJIO
(5+6+2+4+3+7+4+8+7=46 Ha 3 He geymTcs).

EcTbh moxoxuii Kputepuil AeJMMocTy Ha 11: pa3o6péM IGpHI 41cia Ha apsl,
HauwnHas cipasa (87, 74, 43, 62, 05) u npoBepumMm, aesmrtces jm Ha 11 cymma 3Tux
ABy3HauyHbIX yrcesl. (Ecym noJiyueHHOe YMCiio CJMINTKOM 00JbIioe, MOXHO IIOBTO-
PpUTH ollepaluio.)
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Kak Hacuér uncna 37? B 3TOM cilydae Hy’XXHO NPOBEPATH, AEJMTCA JM Ha 37
CcyMMa uuceJi, COCTaBJIeHHBIX 13 Tpoek nudp ucxoaHoro uucia (487, 437, 562).

AnHarsornyHsili cnoco6 pabortaeT A/ JE060ro NpocToro p, OTJIMYHOIO OT 2 U 5:
YHCJIO N JeJIMTCA Ha p OAHOBPEMEHHO C CYMMOH 4uceJl, IOJy4eHHBIX pa3OueHu-
eM n cIpaBa Ha TpyIIbl GUKCHPOBAHHON IMHEL ' (11 KaXI0TO p CBOel).

(a) HatiguTte MrMHNMAaJIbHOE OAXO/AIee 3HaueHue r i p =13 up =17.
(b) TokaxwuTe, YTO MUHUMAaJIbHOE MOAXOAAIIEe I IEJUT p — 1.

1.39. [IpuBemuTe MOMHOMHAJIBHBIN 10 BpeMeHM aJTOPUTM Ui BBIYMCJIEHUA
.
a® mod p 1A HeJBIX MONIOXUTENBHEIX a, b, ¢ ¥ IPOCTOroO p.

1.40. IToxaxuTe, YTO €CJIM X ABJIIETCS HETPUBHUAJIBHBIM KOPHEM U3 €OUHUIIBL 10
mogymo N, To ects x2 =1 (mod N), Ho x Z £1 (mod N), To N ABJsieTCs COCTaB-
ueiM. (Hanpumep, 42 =1 (mod 15), Ho 4 # £1 (mod 15), u mostoMy 4 ABseTcs
HeTpUBHAJILHEIM KOpHeM 13 1 no moaysmo 15. CreioBaTe/bHO, 4YMCJIo 15 cocTas-
Hoe.)

1.41. KeadpamuuHvle Gbluemsl. YNCJIO a HA3BIBAETCSA KGAOPAMUUHBLIM GblUenom
(quadratic residue) mo Mmoy/mo N, ec/ cylecTByeT Takoe X, 4To a = x> (mod N).

(a) Iyctp N — HEYETHOE TTPOCTOE UKCJIIO, @ d — HEHYJIEBOU KBAJJPATHUIHBIN BBI-
yeT mo moay/no N. I[Mokaxure, uro B MHOXecTBe {0, 1,...,N — 1} ypaBHeHue
x?=a (mod N) umeeT poBHO JiBa peleHusl.

(b) MokaxwuTe, uTo ecim N — HEUETHOE IIPOCTOE YKCJIO, TO cpeay N 0CTaTKOB
o Moy o N uMeetcst poBHO (N + 1)/2 kBafpaTUYHBIX BHIYETOB 110 MOAY/H0 N.

(¢) ITokaxwuTe, 4TO MPOCTOTa N CYIECTBEHHA: MIPUBEIUTE MIPHUMED IOJIOKH-
TeJLHBIX IeJIbIX urcesia u N, A7 KOTOpHIX cpaBHeHue x> =a (mod N) umeet 60-
Jlee IByX pemieHurt B muoxectse {0, 1, ..., N — 1}.

1.42. IlpeanosioxuM, uyTo B KpunrocrucreMe RSA (puc. 19) BMecTo cOCTaBHOTO
N = pq ucnosb3oBasock 6bl mpocToe 4ucyo p. CoobmeHue m mod p KoAUpOBa-
Jock 661 Kak m® mod p. TlokaxuTte, 4YTO Takas KPUITOCHCTeMa HeHaNExHa, I10-
ctpouB 3(PeKTUBHEBIN aJTOPUTM Jeln(ppPOBaHNA, TO €CTh aJTOPUTM, KOTOPHIH 110
D, e u m® mod p BeiumcIsieT m mod p.

1.43. B xpuntocucreme RSA oTkphITHIH K04 Bo6a (N, e) goctymeH BceM. Jlomy-
cTUM, 4TO e = 3 1 EBa KaKUM-TO 06pa3oM y3HaJsa 3aKpHITHI KoY d. ITokaxuTe,
YTO IOocJie 3Toro EBa jlerko MoXxeT pasjioxXuTh N Ha MHOXUTEJIH.

1.44. Aymica v TpU €€ Apyra UCnoJb3ylo T kpunrtocucteMy RSA. IIpy aTom e€ apy3bs
HICIOJB3YI0T OTKPEITEIE Kyrouu (N;, 3) ¢ Bo3BeeHreM B cTeneHsb 3, u N; = p;q; 4Jis
CJlyyaiiHO BHIOPAHHBIX N-OUTOBBIX MPOCTBIX YKCEJI p; U ¢;. [lokaxuTe, 4TO ecu
Amica noui€T oHO U TO Xe n-0uToBoe coobieHne M BceM TpOUM, TO IlepexBa-
THUBIINI BCe TPU 3aKOAWPOBAHHBIX COOOL[EeHUA (1 3HAIIINI OTKPHITHE KJEOYN)
cMoxeT 6e1cTpo BoccTaHOBUTH M. (IToxckaska: MOXKHO BOCIIOJIb30BAThCS YIIPaX-
HeHuem 1.37.)

1.45. RSA u yugposasa nodnucs. B kpuntocucreMe RSA y Kaxoro yyacTHHKa
€CTb OTKPHITHII KJo4 P = (N, e) u 3aKkprITHIl KoY d. Cxema yugpoagoti nodnucu
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(digital signature scheme) ocHOBaHa Ha AByX ayropuTMax — SIGN u VERIFY. AJro-
puTM SIGN moslyyaeT cOoOOIIeHre 1 3aKPBITHIN KJH0Y U BBIIAET MOMANNCh 0. AJITo-
putM VERIFY MOJy4aeT OTKPBITHIH Kmo4 (N, e), MOAnuch 0 u coobieHune M; oH
NpoBepsieT, MOrJia JI MOANUCh O OBITh MOJIyueHa MOCPeACTBOM ajropuTMa SIGN
(BBI3BAHHOTO 11 COOOIeHNA M M 3aKphITOr0 KJI04a, COOTBETCTBYIOIIEro OTKPHI-
tomy Kjmouy (N, e)).

(a) AnA yero HyXHbI HU(PPOBbIE TOAIKICU?

(b) C momompio mpotokosa RSA nudposas noamnuch MoxeT OBITh pear30Ba-
Ha cefyromuM o6pazom: SIGN(M, d) =M< mod N. TokaxwuTe, 4T0 H06OI1 3HAIO-
1MiT OTKPHITHII K04 (N, €) MOXeT BBIIOJIHUTD IpoBepKy VERIFY((N, e), M, M),
TO eCThb IIPOBEPUTD, YTO MOAMKCH ObLIAa co3AaHa aropuTMoM SIGN. [TocTpoiite Ta-
KO aJTOPUTM U J0KaXHUTe ero KOPPeKTHOCTb.

(c) Beibepure HeGosmbinye uyncia i nporokona RSA: moayms N = pq, ot-
KPBITBIH KJIOY e U 3aKPBITHI K04 d. JKesaTeslbHO, YTOOBI B IECATUYHOU 3amu-
cu N Ob1I0 He Goslee 4eTHIPEX IUGP, YTOOBl HE MOJb30BATHCA KAJBKYJIATOPOM.
Teneps co3patite nudposyio nommnrcs RSA 11 Bamero uMenu. J{jig 3Toro noHa-
nobutcsa pas3buTh UMA Ha GJI0OKK U PUKCHPOBATh COOTBETCTBUE MeX 1y OJoKamMu
U ynciaMu no monymo N. CrenaiiTe 3To, IOCJie Yero BRIYMCIIMTE, KaKue 4Kcja
my, My, ..., M; COOTBETCTBYIOT BalleMy nuMeHU. [IoIUIINTe epBOe YUCIIO, BEHI-
YYICJIIB m‘f mod N. Y HakoHell, TPOBepbTe, YTO (m‘li )*=m; (mod N).

(d) Aymca xouyer HammcaTh cooOlleHre oT MMeHr Bo6Ga. OHa 3HaeT, 4YToO OT-
KPBITHII K04 BoGa — 310 mapa (391, 17). B kakyio cTeneHb ei Hy>KHO BO3BECTH
eé cooOueHue?

1.46. L[[ugposas noonuce, npoodosIiceHLLE.

(a) udposas nomnuck mpeAplAyliero ynpakHEHUs HUCIOJb3YeT Te Xe JOei-
CTBUSA, YTO U JIEKOJMPOBAHUE, YTO MOXeT MPUBECTU K HEMPUATHOCTAM. [ToKaxu-
Te, 4YTO ecJI1 Bo6 roToB MOANMMCHIBATD YTO YTOAHO, TO EBa MOXeT BOCIIO/Ib30BAThCA
3TUM U pacmudpoBaTh moboe coobuieHre Aymicel boOy.

(b) ITyctp Bo6 Temephb GoJiee OCTOPOXXEH U OTKA3BIBAETCS MOAMUCHIBATh CO00-
[IEeHNA, €CJI BRIYMCJIEHHAS UM TTOAITUCh TOA03PUTEIbHO ITOX0Xa HA TeKCT (cuuTa-
eM, YTO CJIy4alHO BhIOpaHHOe uncJio oT 1 o N — 1 moxo’xa Ha TeKCT ¢ OYeHb Ma-
JIol1 BepoATHOCTHIO). [TokaxuTe, uto EBa TeM He MeHee cMOXeT paciundpoBaTh
Jro60e coobieHue i boba.



I'masa 2
MeTona «pa3fesiii U BJIACTBYI»

Mertop «pazdestati u anacmayii» (divide-and-conquer) cocTout B crieAyomieM:

1 3amaua pa3buBaeTcs Ha HECKOJIbKO 6osiee mpocTrx nodzadau (subproblems)
TOTO JX€ THMA.

2. Ilogzagauu pemamTCcsa peKypCUBHO.
3. U3 0TBETOB /11 TOA3a4ay CTPOUTCA OTBET JJIA UCXOJHOU 3a/1auM.

OdPeKTUBHOCTh TAKOT'O MOJXOJA OIpeJiesiieTcd TeM, HACKOJIbKO OBICTPO MBI
moxeM (1) meymTh 3agady Ha momzafaun; (2) pemarsb nmofzajayu, He MOAAA0IIN-
ecs fajpHeleMy feseHuio U (3) cobuparth pellleHUe 3a/jauil U3 pellleHni 1ojaza-
aad.

711 Havaa pacCMOTPUM PeKYPCUBHBIN aJTOPUTM YMHOXEHMA MHOTO3HAYHbIX
YrceJi, KOTOPHII ropa3zo O6sIcTpee «IIKOJIbHOTO».

2.1. YMHOXeHHue uuceJI

Briatonuiicss Hemernkuii MateMaTuk Kapa @puapux laycce (1777—1855) 3ameTtn,
YTO XOTA HopMyna [yl MPOU3BENEHUSA JBYX KOMIJIEKCHBIX YHCET

(a+ bi)(c+di)=ac — bd + (bc + ad)i

COZIEPKUT Yemblpe YMHOXKEHUS BEI[eCTBEHHBIX YHCEJT, MOXKHO 000MTHCh U mpem:
BbiuncsmM ac, bd u (a+ b)(c + d) u Bocosb3yeMcsi TeM, YTO

bc+ad=(a+b)(c+d)—ac—bd.

KaxeTcs, 4TO BEIMI'PHIII HEBEJIMK: YCKOPEHMe MOrJIomaeTcs KOHCTaHTol B 0-060-
3HaueHNAX. OJJHAKO TaKoe CKPOMHOE yJIyullleH e CTAHOBUTCA OYeHb BaXXHBIM IIpU
DeKYPCUBHOM UCNOJTb3068AHULL.

BcnoMHUM, YTO HAC MHTEPECYET YMHOXEHHE MHOTO3HAYHbIX ducesL. PaccMoT-
pUM JiBa n-OUTOBBIX YKCJA X U Y U AONYCTUM, YTO 1 €CTh CTelleHb ABOVKU (ecsm
3TO He Tak, JIOIHIIEeM cJieBa HeJIoCTalollre HyJI; n IIpYU 3TOM yBeJM4YuTCs He 6o-
Jiee ueM BABoe). Pazo6béM Kax10e M3 YMCesI X U Yy Ha [Be MOJIOBUHbI AJIMHEI n/2:

x=| Xy, || XR |=2”/2xL+xR,

y=[ n | w [=2"n+wm

Hanpumep, ecmt x = 10110110, (mBoiika B HUXKHEM MHJEKCe O3HavyaeT JBO-
MYHYIO CHCTeMy Cuucyenus), To x; = 1011,, x = 0110, u x = 1011, - 2% + 0110,
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Tenepb 3amMeTHM, 4TO
Xy = (zn/zxL + XR)(Zn/ZYL +yr)=2"xy; + zn/z(xLyR + XgY1) + Xg Y-

ByneM BBHIYMCJIATH XY COTJIACHO MPAaBOM dacTu paBeHcTBa. CJiOXKeHUE U JIOMHO-
XeHVe Ha CTeneHb BOVUKU (CIBUT BJIEBO) MPOU3BOSATCSA 32 JIMHEHHOE BPEMS OT
JUMHBL yncest. [IpousBeneHus XYy, X1 Yr, XrYL, XgYr MOXHO BBIUYHCJIUTH 3a Ye-
ThIPEe PEKYPCUBHBIX BbI30Ba. TakuM 00pa3om, Hall aJrTOPUTM, YMHOXAas ABA YKC-
Jia IUIMHBI 1, ClIepBa peKypCUBHO [TePEMHOXKAET YeThIpe Haphl 11/ 2-OUTOBBIX UKiceT
(ueThIpe MO/BaAYU BABOE MEHBIIIET0 pa3Mepa), II0Cje Yero coOOUpaeT U3 OTBETOB
npousBezieHre xy 3a Bpems O(n). O6osuauns yepe3 T(n) obinee BpeMs: paGOThI
aJropuTMa Ha N-OMTOBBIX YMCJIAX, IPUXOUM K CJIEAYIOLIEMY PeKyYPPeHMHOMY CO-
omHouweHuto (recurrence relation):

T(n)=A4T (g) +o(n).

HeTpyaHo mokasatb, uTo orcioma cieayeT T(n) = O(n?) (em. cremyromuii pas-
nies1 2.2). Takum 06pa3oM, Mbl HIYero He BHIUTPaJiv [0 CPABHEHHUIO C YMHOXEHEM
B CTOJIOUK.

JUt ycKopeHHs ajroOpuTMa HaM M [oHanoOuTces 3aMmeuanue laycca (TouHee,
€ro aHaJsor il MHOTO3HAYHBIX YUCeN). BEIUKUCIAA XY, MOXHO OGOMTUCH TPEMs
npousBeeHusMuU (11/2)-GUTOBBIX YHUCETE X, YV}, XrVr, (X, +xr)(¥. + ¥z). B camom
JieTie,

xYr +Xryr = (xp + xp)(yL + Yr) = XLY1L — Xr Y-

Bpewms paboThl COOTBETCTBYIOIIEro ajropurMa (puc. 2.1), yaoBjieTBOpseT COOTHO-
1
HIeHUI0

T(n)= 3T(g) +0(n).

BMecTo ueThIpéXx yMHOXeHHMII MBI (Ha KaXJOM YpOoBHe pekypcuu!) oOOILIICH
Tpema. Kak MBI cefiuac yBUAUM, 5TO COKpaljaeT BpeMs pabOTH aJropuTtMa Ao
O(n1’59).

UYTOOHI OLIeHUTh BpeMs paboThl aJTOpUTMa, IOCMOTPUM Ha AepeBO PeKypCcuu
(puc. 2.2). Ha xaxJoM cJieflylollleM YpOBHe Io/3a/ilauil UMel0T BABOE MEHBIINI
pasmMep. Ha yposHe log, n pa3mep nojzajay JOX04UT 0 1 1 peKypcus 3aKaHuMBa-
eTcA. BeicoTa iepeBa, TakuM o6pasoM, paBHa log, n. Kaxgas 3ajaua pazbusaercs
Ha TpY T0/[33]a4¥ BJIBOE MEHBIIIETO pa3Mepa, 3HAUUT, Ha k-M YpOBHe JiepeBa Ha-
xomures 3K 3amau pasmepa n/2k. Kaxpas momanaua tpeGyeT JIMHEHOTO BpeMe-
HU /1 JaJibHeliero pa3oreHus U 411 cOOpKU OTBeTa U3 OTBETOB K Io/3a/jauaM.
Takum o6pa3om, ob1ijee KOJIYECTBO Onepanuil Ha k-M YPOBHE eCTb

5 -o(2)=(3)" ot

1CTporo roBops, peKyppeHTHOe COOTHOIIIEHHE HMeeT BHJL

T(n) =3T(g + 1) +0(n),

MOCcKoJbKY umcsia (x; + xg) u (y; + yg) Moryt uMmets AymHy n/2 + 1. OHO OaéT Ty e acCUMIITOTHYe-
CKYIO OLIeHKY, YTO U Halll yIPOINEHHbII BAaPUAHT.
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Puc. 2.1 YMHOXeHUe IeJIbIX YKcesl MeTOAOM «pa3fiesiiii U BJIACTBYI».

dymxmma MULTIPLY (X, y)

{Bxoz: momoxuTesbHbe Leie WUCIa X X Y.}
{Bexom: xy.}

n < max(pasmep X, pasMep Y)

ecim n=1: BepHyTH XY

Xy, Xg < nessie [n/2], mpaswe |n/2] 6utos X
Y1, Ygr < nesue [n/2], mpasme |n/2] 6uros y
P, «—MuLTIPLY (X, Y1)

P, < MULTIPLY (Xg, ¥z)

P; — MULTIPLY (X} + Xg, ¥ + V&)

BepuyTs P; x 2202 (P, — P, — P,) x 212 4 p,

Puc. 2.2. YMHOXeHMe 4ncesI METOJIOM «Pa3fiesIii U BJIACTBYI»: (a) 3aaa4a, pa3buras Ha TpU
nomzanauy; (b) nepeBo pexypcum.

(a)
[10110010 x 01100011 |
1011 x 0110 0010 x 0011 1101 x 1001

(b) ’

pasmep n ‘ X

log, n
ypOBHeN

Ha camom BepxHeM ypoBHe (k = 0) nosiyuaem O(n), Ha HuxHeM (k = log, n) no-
aygaem O(3°%2™) um O(n'°%23). Ipu mBIXEHUM CBEpXy BHHU3 KOJMYECTBO BCEX
oreparyil JAHHOIO YPOBHS PACTET KaK eeoMempuueckas npoepeccus co 3HaMeHa-
tenieM 3/2, ot O(n) o O(n'°82%). Cymma Takoil mporpeccuy ¢ TOYHOCTBIO IO TO-
CTOSIHHOT'O MHOXUTEJIS OI[€HUBAETCs [TOCJIeJHUM YJIEeHOM Mporpeccuu (yrpaxHe-
Hye 0.2). 3HaunT, obmee BpeMs paboTh ecth O(n'°%23) < 0(n?).
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Ecym 681 He Tpiok T'aycca, To Koa(ppUIleHT BeTBJIeHU JiepeBa (KOJIYECTBO
JeTel y BHyTpeHHel BepIIMHbI) GbL1 661 paBeH 4. Y IepeBa Tora 6bio 651 4/082 " =
= n? /MCTheB, U BpeMs paboThl aJTOPUTMAa GbLIO Gbl KBaJAPaTUYHBIM. Tak uTO KO-
3bdUIeHT BeTBJIEHU B METOEe «pa3fieiAil U BJIACTBYi» OUeHb BaXKeH.

Ha npakTrke HeT CMBICJIA CITYCKAThCA B lepeBe peKypCcrUu 0 OAHOOUTOBLIX YH-
cesi. B 60obITMHCTBE MPOLECCOPOB YMHOXeHMe 16- mm 32-6UTOBBIX YHCEJT SIBJIA-
eTcs 3JleMeHTapHOMU ollepariyei, Mo3ToOMy Ha 3TOM YPOBHE MOXHO (U HY>XHO) BOC-
M0JIb30BaThCsl BCTPOEHHOU KOMaH/I0¥ YMHOXEeHUA.

A cywecmgyem Ju1 ewj€ 6o.stee bvicmputil aeopumm? OKasbiBaeTcs, 4TO Ja; OH
TOXKe OCHOBAH Ha METO/ie «pa3fiesiAi U BJIACTBYI» (CM. pa3zeJ 2.6 0 GbICTpoM Ipe-
obpasoanuu dypoe).

2.2. PexyppeHTHbIe COOTHOLIEHUA

[TpeacraBuM cebe ayropuTM, paboTaromuil 0 METOAy «pasfesiiii U BJIACTBYI».
[TycTh OH CBOJUT JAHHYIO 3a[ayy pa3Mepa n K a mojzajadyam pasmepa n/b u us
HalJIeHHBIX OTBETOB CTPOUT OTBeT JIA NCXOAHOU 3aAauu. Byem cuurarh, 4TO Ha
pasbuenue u c60pky yxomuT spems O(n?) (B paccMOTpeHHOM BhIllle arOpUTMe
ymMHOXeHus a =3, b =2, d = 1). PekyppeHTHO€e COOTHOIIIeH/ e Ha BpeMs paboThI
TaKoro ajropuTMa:

T(n) =ar([%D +o(n).

Crneyroliuii pe3ysibTaT JAET ABHYI0 OLIEHKY [T TaKUX QYHKIUN.

n

b-l) + 0(n?) dma Hexomopvix KOH-

OcHoBHas Teopema. IIycmbv T(n) = aT ([
cmaum a >0, b>1, d = 0. Tocoa

o(n), et d > log, a,
T(n)=1{ 0(n%logn), ecmu d=Ilog,a,
o(n'°& @), ectu d <logy a.

Joxazamesmmcmao. 1A mpOCTOTHI OYAeM CUUTATh, YTO N €CTh CTENEHb b. DTO He
CKa3bIBaeTcs Ha aCUMITOTHKE, TaK KaK n OT/IMYaeTcs OT Oynikaiiieil cBepxXy cre-
neHu b He Gosiee yeM B b pa3 (ympakHeHue 2.2); sICHO, YTO IIPU yMEHbBIIEHUU N
BEICOTA JlepeBa U ero pa3Mep MOTYT TOJIbKO YMEHBIIUTHCA.

JlepeBo paGoTh ayropuTMa KnMeeT log, n ypoBHEH, IIOCKOJBKY C yBeJIde-
HMEM HOMepa YpOBHA pa3Mep Mmojazafiauy yMeHbmaercs B b pa3. KoadduimeHTt
BETBJIEHHA JlepeBa ecTh d, TaK 4To k-H ypoBeHb COePXUT a’ moxsajau pasmepa
n/b* (puc. 2.3). KoymuecTBo omeparnuii, KOTOpOe aJrOpPUTM IIPOM3BOUT Ha 3TOM

YPOBHE, eCTh
d k
te=a*-0((3)") =0t")- (3%)

I[TocnenoBartesbHOCTD {t; } (roe k MeHsietcs ot O 1o log;, n), TakuM o6pa3oM, ABJIA-
eTcs reoMeTpHUecKoil mporpeccueii co sHaMeHaTesieM a/b?. Eé mepBhiii uieH t,
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Puc. 2.3. 3ajjaua pa3mepa n pa3buBaeTCs Ha d mojEanad pasmepa n/b.

K03(pGUILINEHT BETBJICHUA d

pasmep n

pasmep n/b

pasmep n/b? ry6uHa
log, n

pasmep 1 o000 000 o0 o

myprHa a'%8 " = nlo8 @

pasen O(n?); nocyeuuii ueH, npu k = log, n, cooTBeTCTBYET a'°® ™ =plos @ 35
Jagam pasmepa 1, To ectb paBen O(n'°% ),

OljeHKa Ha CyMMYy YJIEHOB F€OMETPUYECKOM MTPOrPECCHM 3aBHUCUT OT €€ 3Ha-
MeHaress (ynpaxHeHnue 0.2). [Tosyyaem Tpu BapuaHTa, COOTBETCTBYIOIIME TPEM
CJIy9asM B TEOpeEME:

1. BHameHamesb meHbue 1.
[Tporpeccus yobiBaet, 11 e€ cymMMa OlleHUBAaeTCs Yepe3 MePBBIH UJjleH: O(nd ).

2. BHameHames 6osbe 1.
TIporpeccus BO3PACTaeT; CyMMa OLeHUBAEeTCA depe3 mocieHuit wien O(n'°% @),

3. 3namenamesm page 1.
Torga Bce O(log n) 4ieHOB HpOrpeccuy paBHHL, U eé cymma ects O(nd logn). [

JIBOMYHBIH IIOUCK

CTaHAApTHHII aJrOpUTM, OCHOBAHHBIN Ha MeToJe «pasfesiiil U BJIACTBYI», —
aJITOpPUTM ABOMYHOIO MOMCKA: I HAXOXJEHMSA 3JIeMEHTa k B OTCOPTHPOBaH-
HOM MaccuBe 3JieMeHTOB 2 [0, 1, ..., n — 1] MbI ciepBa cpaBHuBaeM k ¢ z[n/2] u
B 3aBUCHMOCTH OT Pe3yJIbTaTa PEKYPCUBHO BBI3BIBAEM aJITOPUTM JIMOO [T [IEP-
Boit wactu [0, 1, ..., n/2 — 1], 6o 111 BTopoi yactu z[n/2, ..., n — 1]. Pekyp-
PEHTHOE COOTHOIIIEHHNE B JAaHHOM ciyuae umMmeet Bun T(n) = T([n/2]) + O(1).
Bocmosb30BaBIIKCh JOKA3aHHOU BBINIE TeopeMou ipu a =1, b =2, d =0, no-
Jyuaem, uto T(n)=0O(log n).
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2.3. CopTUpOBKa CJMAHUEM

MerTop «pa3fesisii U BJACTBYH» MOXXHO IIPUMEHUTD [JI1 COPTUPOBKHU MacCcHUBa: pas-
JeJIIM MacCUB Ha JBE YaCTU, PEKYPCUBHO OTCOPTHPYEM KaXIyl0 M3 HUX, IMOCJE
4yero comém (merge) OTCOPTPOBAHHBIE YaCTHU.

dymxmus MERGESORT (a[1...1n])

{Bxoxn: maccms wmcen a[l...n].}
{Bsixon: oTCOpTHpOBaHHLI MacCUB.}

ecimt n>1:

BepuyTs MERGE(MERGESORT(a[1...[n/2]]), MERGESORT(a[[n/2]+1...n]))
nHa4de:

BEPHYTH d

KOppeKTHOCTh 3TOr0 ajropuTMa OdYeBHHA (€C/M, KOHEYHO, MbI IIPABUJILHO
3anporpaMMupoBaym cJmsHue). Kak e CJMTh JBa OTCOPTUPOBAHHBIX MacCHBa
x[1...k] u y[1...l] B oguu maccuB z[1...k + []? fIcHO, YTO TIEPBHIM 3JIeMEHTOM
MaccuBa g OydeT MeHbiiiee u3 umces x[1] u y[1]. OcraBmascs 9acTh 2 MOXET
OBITH 3am0JIHEHAa PEKypPCUBHO.

dymxmma MERGE(x[1...k], y[1...1])

ecm k=0: sepuyTs y[l...l]
ecu | =0: BepuyTs x[1...k]
ecm x[1]<y[1]:
BepuyTh X[1] o MERGE(x[2...k], y[1...1])
uHave:
BepuyTs y[1] o MERGE(x[1...k], y[2...[])

Yepes o Mbl 0003HAYaEM KOHKATEHAI[UI0 MACCUBOB (IPUNUCHIBAaHUE UX APYT
K apyry). AiroputM MERGE TpatuT Bpems O(1) Ha KaxIplii peKyPCUBHBII BHI30B
(ec/m1 OH peasM30BaH aKKypaTHO U He KOMUPYET 3JIEMEHTH MAaCCHBOB Ge3 Ha106-
HoctH). O61ee Bpems ero pabotsl O(k + 1), To ecTb JmHeiHOe. OTCIOAa MOJIyYaemM
PEeKYpPEHTHOe COOTHOLIIEHNE [IJI1 BpeMeH! COPTUPOBKY CJIUSHUEM N 3JIEMEHTOB!

T(n)=2T (g) +o(n),

a saauut, T(n) =0(n log n).

Kyma yxomut 310 Bpemsa? B 0CHOBHOM Ha C/MsAHME MacCHBOB, KOTOPOE HauyU-
HaeTcs C MacCMBOB eJMHUYHOrOo pasMepa. OHU CJMBaOTCA B MACCUBHL pa3Mepa 2,
KOTOpBIe [TIOTOM CJIMBAIOTCA B MacCUBHL pasMepa 4 u Tak fasee. [Ipumep paboTsl
ajropuTMa NpuBeEH Ha puc. 2.4.

HwMmes 3TO B BUAy, HallUIlIeM HEPEKYPCUBHYIO BepCUI0 aTopuTMa MERGESORT.
B kxaxpaplii MOMeHT OyneM IOAAEpPXUBAaTb MHOXECTBO «aKTHMBHBIX» MaCCUBOB
(ynopsaoueHHBIX KYCKOB MCXOJHOI0; M3HAa4YabHO KYCKU COCTOAT U3 OAHOIO dJie-
MeHTa), KOTOphle MONapHO CJMBAITCA U 00pasyloT cieAylollee MHOXECTBO ak-
TUBHBIX MacCUBOB. MacCuBBI MOXHO XpaHWTh B ouepey, M3 Haydaja KOTOpPOH
MBI OyzleM K3BJIeKaTh /IBa MaccHBa, CJIMBaTh UX M IIOMeIaTh IOJIyuyeHHBIN Mac-
CHMB B KOHell ouepeau. BoT uTo mpu 3ToMm mosydaercsa (omepauus INJECT [o-
6aBJiieT sJleMeHT B KOHell odyepely, a onepanusa EJECT u3BjekaeT dJleMeHT U3
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Puc. 2.4. Bei3oBH nponeypbl MERGE B aroputmMe MERGESORT.

Rpapaps

(o] [3]s] [7]1]  [1]e]

11]2]3]5]6]7[10]13]

HayaJjia ouepean):

dyuxmus ITERATIVEMERGESORT(a[1...n])

{Bxoxn: maccms wumcen a[l...n].}
{Bbixon: OTCOPTMPOBAHHEII MACCHUB.}

Q<[] {uyctas ouepens}
oma i ot 1 mo n:
INJECT(Q, [a;])
moxa |Q|>1:
INUECT (Q, MERGE (EJECT(Q), EJECT(Q)))
BepryTh EJECT(Q)

Huxuss oneHka n log n 1y copTUpoBKU

Paboty aaroputmMa cOpTUPOBKU MOXHO M300pa3uTh B BUMe fepeBa. Hanpuwmep,
aJITOPUTM Ha PUCYHKe COPTHUPYET II0 BO3pacTaHUI0 MacCUB 13 TPEX 2JIEMEHTOB
a, a,, as. IlepBEIM AeJioM OH CpaBHUBAET d; C d,. Ec/1 a; He MeHbIe da,, OH
CpaBHHBAaeT €ro C d;, B IPOTHBHOM Xe cjlyyae CpaBHUBaeT d, C d; U TaK Ja-
Jiee. B KOHIle KOHI[OB MBI IIPUXOAMM B JICT, Ile yXe HN3BeCTeH NpaBUJIbHBIN
MOPAZIOK TPEX 5JIeMeHTOB (Kak repecTaHOBKa umcel 1, 2, 3). Hanpumep, ecym
a, < a; <as, To B JHCTe OyAeT 3anucaHo «2 1 3».




56 Inasa 2. Memod «pazdestil u gracmayti»

(AJTOPUTM COPTHPOBKHU CJMAHUEM TOXE MOXHO MPEACTaBUTh B TAKOM BU-
Jle, ec’i1 obpaljath BHUMaHUe TOJbKO Ha CpaBHEHUs, a He Ha IlepeMeleHre
3JIeMEeHTOB; B MOMEHT OKOHYaHUs aJTOPUTMAa IIOPSAIOK 3JIeMEHTOB OHO3HAYHO
onpeiessieTcsl pe3ybTaTaMy BBIIIOJIHEHHBIX CPAaBHEHU. )

Lty6una (depth) manHorO HEepeBa, TO €CTh KOJIMYECTBO CPABHEHUI HA CAMOM
JUIMHHOM ITyTU OT KOPH K JHCTY (B IpuMepe rilyOorHa paBHa 3), ABJIIETCA HUX-
Hel OLIeHKO! BpeMeHU paboThl aJTOpUTMa B Xy/IIEM CJIydae.

PaccmaTpuBas aJrOpUTMBL COPTUPOBKM TaKOr'0 THIIA, MOXHO ITOKa3aTh, YTO
Q120pumm COpMupPOGKU CJIUAHUEM ONMUMAJIEH: IJi1 COPTUPOBKU N 3JIeMEeHTOB
B Xy/uieM cJiyuae Tpebyercs Q(n log n) cpaBHeHUI.

B camom Jiesie, paccMOTpUM AepeBO COPTUPOBKU N 3JieMeHTOB. Kax b1 ero
JICT [TOMEYEH [IEPECTAHOBKON MHOXeCTBa {1, 2, ..., n}. Bosiee Toro, HETPyHO
BUJIETH, UTO I KAXCOO0li IEPECTaHOBKHU JIOJDKEH HANTHCh TAKOM JIMCT (MTOCKOJIh-
Ky COOTBETCTBYIOIIas IlepecTaHOBKa MoXeT ObITh [ToAaHa Ha BXOA). 3HAYUT, y
paccMaTpuBaeMoro HaMu AepeBa ecTb XOTA OBl n! JMCThEB.

Y IBOMYHOTO fiepeBa ryouHsl d MoxeT GbITh He Gostee 2¢ ymicTheB. TakuM 06-
pasoM, IJIy6ouHa AepeBa (U CJIOKHOCTD HaIllero aJropuTMa) He MeHblire log(n!).

UsBectHo, uto log(n!) = ¢ - nlogn A HeKOTOPOU KOHCTaHTHI ¢ > O.
EcTh HeckoJbKO cIioco60B 3TO Joka3zaTb. CaMbIli MPOCTOV — 3aMeTUTh, 4TO
n! = (n/2)"?, nockosbKy B mpou3BefeHHN 1 -2 - ... - n eCTh XOTA GBI 11/2 MHO-
XUTeJIel, He MEHBIINX n/2, U B3ATh Jorapudm oberx yacTeil HEPaBEHCTBA.

Jpyroii cioco6 maét dopmysia CTupsmHra: n! ~ 4/ 7 (Zn + %) -n" - e ". Tak WM
MHaye, Mbl yCTAHOBWJIM, YTO JIEPEBO CPaBHEHUH, COPTUPYIOIlee n 3JIeMEHTOB,
tpebyer Q(n log n) cpaBHeHMI B XyIIEM Cjy4ae, a 3HAYKUT, aJTOPUTM COPTH-
POBKHU CJIMAHNEM ONTUMAaJIeH.

ToHKOCTb B AAHHOM pacCyXAeHUM 3aKJI0YaeTcs B TOM, YTO OHO IIpMMEHHU-
MO TOJIbKO K QJI20pUMMAM cOpPMuUpOoGKU cpasHeHUAMU (TaKO! aJrOpuTM MOXKeT
CpaBHUBATh YKCJIA U UX KOIMPOBaTh, HO HUKAaK He UCIIOJb3YyeT X BHYTPEHHIOI0
CTPYKTYpPY). MOXeT ObITh, CYI[ECTBYIOT aJITOPUTMBI, 60Jiee XUTPO 0OpaIianIy-
ecs C YUCJAMU U UMelol1e JIMHEelHoe BpeMs paboThl? Jla, CylecTBYIOT: CTaH-
JapTHBIY IpHMep — COPTHPOBKA 4KceJs M3 HeOOJbIIOro 1o pa3Mepy Adana3oHa
(ympaxsneHue 2.20).

2.4. MemuaHbI

Meduanoti (median) MaccuBa yrces Ha3bIBAIOT YKCJIO, KOTOPOe OYIET CTOSTH IO~
cepeiHe, eCJI1 MacCUB OTCOPTUPOBATH IO Bo3pacTanuio (HeyObiBaHMi0). Hanpu-
Mep, MeduaHoii maccuBa [45, 1, 10, 30, 25] sBistetcsa uyucyo 25. Ecom maccuB
nMeeT YETHYIO JJIMHY, TO eCTh JiBe MO3UIMH, KOTOpPble MOXHO Ha3BaTh CpeHUMU;
JOTOBOPUMCS B TaKOM CUTYyallMU BRIOMPATh MEHBIYI0 U3 HUX (JIeByI0).
MepauaHa, Kak U cpefHee apudMeThyecKoe, TaéT HEKOTOPOe IpeJiCTaBJIeHe
0 BCEM MacCHBe YKCeJI, HO 3TO pa3Hble Bemu. Hanpumep, 1 MemaHa, U cpefHee
3HavYeHVe MacCHBa U3 cTa eHULl paBHbI 1. OJHaKO ec/i1 3aMeHUTh OJHY U3 eu-
HUL Ha yucsio 10000, To cpemee ctaHeT Oosbiie 100, a MearaHa He U3MEHUTCA.
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Emé MoXHO OTMETUTh, YTO MeAuaHa Bcerja OyJeT 3JieMeHTOM MacCuBa, B OTJIU-
4yye OT CpeJHero.

Haiitu MeauaHy n ymcesi MOXXHO € IOMOIIbI0 COPTUPOBKU. OZfHAKO 3TO Tpeldy-
et BpeMenu 2(n log n). Het /m ymHefiHoro ayroputMa? Beb cOpTHpPOBKA JiejlaeT
MHOTO JIMIITHET0: HaM HyX€eH TOJIbKO CPeHUN dJIEMEeHT.

Oxa3bIBaeTcs, YTO TAKOM aJrOPUTM €CTh, Y MBI €r0 MoCTpouM. 1A Havasa OT-
METHUM, YTO IPU MOCTPOEHUN PEKYPCUBHOI'O aJITOPUTMA YaCTO TIOMOTAET IepeXo/]
K bostee obuetl (1 TeM caMbiM Oostee TpyHOI!) 3amave. Jlesio B ToM, 4TO 0600111€e-
He [I03BOJIIET MCI0JIb30BaTh HOoJlee CHUJIbHOE MpenoJioKeHre NHAYKIIUH.

B Hamiem cjlyyae BMeCTO HaxOXJEHUs MeMaHbl Mbl PACCMOTPUM 33J]a4y Hd-
XxodxcoeHus k-20 no eesluuUHe 3/leMeHma. B Hell [aH MaccuB 4Kcesa S ¥ 4ucio k;
HaJI0 HAUTH dJIEMEHT, KOTOPHIK OyJIeT CTOATh Ha k-M MecTe, eCJI OTCOPTUPOBATD
37IeMeHTHl S 1o Bo3pacTtaHuio. Hampumep, npu k = 1 uIieTcs MUHUMYM, a MpU
k=1|S|/2] — memiana.

2.4.1. BepOosATHOCTHBIH AJITOPUTM

MBI pacCMOTPUM BEPOATHOCTHBIH aJTOPUTM IOUCKA k-TO [0 BEJIMYMHE 3JIEMEHTA,
OCHOBAHHBII Ha METOJE «pasiesiail U BJIACTBY».

[Tyctb v — asiemeHT MaccuBa S. Pa3o6béM S Ha Tpu 4acTH: 3JieMeHTHI, MeHb-
e v, paBHble v (MX MOXeT OBITh HECKOJIbKO) U 66smiive v. HazoBém ux S;, S,
u Si. Hanpumep, npu pa3breHnn Maccrba

s:|2]36]5]21]8|13|11][20]5[4]1]

II0 3JIeMEeHTY V = 5 NoJIy4aioTCs

si:[2]4]1], s.:[5]5], Sw:[36]21]8]13]11]20].

ITorick HY>XHOTO 3JileMeHTa B MCXOJHOM MacCUBe JIeTKO MOXeT ObITh CBeJEH K I10-
HICKY B OHOM U3 Tpéx yacTell. Hanpumep, 860cbmoli 110 BeJYKHE 3JIeMEeHT S — 3TO
mpemuii 10 BEJIMYUHE dJIEMEHT Sg, MOCKOJBKY |S; |+ |S,| = 5. B obmem ciiyuyae
JIOCTaTOYHO CPaBHUTH k C pasaMepaMu YacTeid, YTOOBI MOHATh, B KAKOH M3 YacTel
HaXOJUTCA HYKHBIN HAM 3JIEMEHT:

selection(S,, k), ecm k <|S;|,
selection(S, k) =1 v, ecm |S;| <k <[S;|+1S, ],
selection(Sg, k — [S;| —|S,]), ecma k> |[S;|+]S,].

Yactu S;, S,, Sg MOXHO cOPMUPOBATH 3a JMHENHOE BPeMs, 1 3TO MOXHO CAe-
JIaTh HAa TOM Xe MecTe, Tie Obis1 MaccuB S (yrnpaxHeHue 2.15). ITocJie 3TOro MoXxHo
PeKypCHUBHO BhI3BATh aJTOPUTM i1 OOHOU M3 YacTell S; WM Sy: MBI ITepeX0uM
0T MaccuBa pasMmepa |S| k maccuBy pasmepa max{|S; |, |Sg|}.

Kak BeiOupaTh v? DTO Hajo AejaTh OBICTPO; B TO Xe BpeMs X0TeJIoCh Obl, YTO-
OBl pa3Mep MaccrBa OBICTPO yMeHbIaJcA. B rijease MaccuB yMeHbIIaeTCs BABOE:
IS, ISg| &~ |S|/2. Ec/m Gbl MBI MOTJI TApaHTUPOBATh TAKOE YMEHbIIIEHUE, TO IS
BpeMeHU palbOoThl MOJIyYMM Obl COOTHOIIEHNE

T(m)=T(1)+0n),
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TO ecTh OHO ObLJI0 OBl JHTHENHO. Ho 11 3TOro B KayecTBe V HY)XHO YMETh BHIOU-
paTh MeAuaHy, a MBI [I0OKa TOJBKO YUYHUMCH 3TO JiesiaTh. [TocTymmruM ke Mbl ropaso
npoie: 6ydem GulOUpamsb v cryuatiHo.!

2.4.2. AHa;sm3 BpeMeHHU paboTsl

Bpewms paboThl ajropuT™Ma, KOHEYHO JXe, 3aBHUCUT OT TOr0, KaK BeiOupaercs v. Ec-
1 HaM ¢aTaJbHO He Be3ET U KaX[plil pa3 Mbl BhIOMpaeM B KayecTBe V MaKCH-
MaJbHbIN (MJIM1 MUHUMAaJIbHBIN) 3JIeMeHT, TO pa3Mep MaccrBa 3a OfUH mar 6yaet
YMeHbIIIaThCA BCcero Ha emuHuIy. (B mpumMepe Bbillle MBI GBI BBIOpa/M CcHayasa
v =36, moroM v = 21 u Tak jasiee.) B Takom Xymmiem (XOTA U MaJIOBEPOSTHOM)
cJlydae aJropuTmy rnorpedyercs OKoJo

n+(n—1)+...+%:®(n2)

orepanuil Iy BRIYMCJIEHUS MeJaHbl. Tak e MaJioBEPOSATEH U CaMblil X0Opowlui
ctywati, Koraa v Kax/slf pa3 AeJMT MaccrB POBHO IIONOJIAM; IIPY 3TOM BpeMs pa-
60ThI OyaeT O(n). K kakoii xe 13 3TUX KpaiHOCTel 6Jnixe cpedHee gpems paboThi?
K cuacTpio, OHO JIOBOJILHO GJIM3KO K OIEHKE B JIyYILIEM CJIydae.

YrtoOsl popMabHO pa3myaTh «yJauHbIN» U «HeyAauyHbIi» BEIOOD v, OyaeM Ha-
3BIBATh 3JIEMEHT V XOPOIINUM, eCJIM NPU COPTUPOBKE MAacchBa S OH MOMAfET HA
MecTo ¢ HoMepoM oT |S|/4 1o 3|S|/4. Ilpu pa3bueHur MacCUBa 110 XOPOIIeMY 3Jie-
MEHTY pa3Mephl MacCUBOB S; U Sp OyayT He 6osbiie 3|S|/4. XopoImux 3/ieMeHTOB
JOBOJIBHO MHOT'O — KaK pa3 MOJIOBUHA, TO €CTh CJIy4yaiiHO BEIOPaHHBIN 3JIeMEeHT V
OKaXXeTCsI XOPOIIUM C BEPOSTHOCTHIO 1/2. KakoBO cpe/iHee KOJMYECTBO IIAr0OB JI0
ITOSIBJIEHISI XOPOLIETO dJIeMeHTa? BOT OTBET Ha 3TOT BONPOC, nepedopMyMpOBaH-
HBIU B O0Jlee IPUBBIYHBIX TepMHUHAX (CM. Takxe ynpaxHeHue 1.34):

JleMma. Mamemamutueckoe 0xcudaHue Koiuiecmad nod6pacsl@aHuli MoHemku 00
nepaoti pewku (BKJHOYUMETLHO) PAGHO 2.

Joxazamesmcmaeo. O603HauuM 3Ty BemunHy E. Ecym pernka Bwilaia cpasy, TO

JaJbille 6pocaTh He HaJ0, MHayue (C BEPOATHOCTHIO 1/2) MBI BO3BpaIllaeMcs B KC-

1+E
2

XO[IHYI0 CHATyaluo. 3HauuT, E = % + , oTkyma E = 2. O

CoBceM rpy60 MOXHO cKa3aTh, YTO B cpeJiHEM II0cJle JByX pa3OreHull Maccu-
Ba €ro pa3Mep yMeHBIIUTCA XOTA Obl Ha YeTBepTh, YTO AAET TaKOe PEKyppeHTHOe
COOTHOIIIEHUE:

T(n)<T (?17“) +o(n).

AkKypaTHOe paccyxJieHue TpebyeT MHOTHUX YTOUHEHHI: TOCKOJIbKY BpeMs pa-
6OTHI 3aBUCUT OT Bxoja (YKCJia OJJMHAKOBHIX 3JIeMeHTOB), uepe3 T(n) Hamo o6o-
3HauaTh MaKCMMyM (II0 BceX BXoJlaM A/IMHBI He Gosbliie n) cpemgHero (1o Ciy-
YaliHBIM BBIOOpaM) BpeMeHU paboThl. PeKyppeHTHAs OlleHKa MOJIyYaeTCs B3ATH-
€M CpeJTHETO B 00enX YacTax CJieAyoIero HepaBeHCcTBa (Mbl TaKKe HCIOJb3yeM

1Cy’LL[eCTByeT u /:[eTepMPIHI/IpOBaHHbIﬁ aJIOpUTM IIOMCKa MeOuaHbl 3a JIMTHEHHOe BpeMs, HO OH
CJIOXKHEE, 1 MBI €r0 3[1eCh HE pacCMaTpHUBaeEM.
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AJropuTM GBICTPOI COPTHPOBKH

PaccMoTpeHHBIE HAMU aJTOPUTMBI COPTUPOBKU M HaXoXXAeHWA MeauaHbl 06a
OCHOBAHBI HA METOJie «pa3/desiAi 1 BJIACTBYH», HO IeMICTBYIOT IO-pasHOMYy. AJ-
TOPUTM COPTHPOBKU CJIMAHNEM pa3bUBaeT MaccUB Ha /BE YacTU, COBEpIIEHHO
He 3200TsACh 0 TOM, 4TO MONAAET B 3TU yacTu. OCHOBHasA paboTa MPOM3BOAUTCS
IIPU CJMAHUN PEKYPCUBHO OTCOPTHPOBAHHBIX MAacCHBOB. AJTOPUTM HaxoXje-
HUA MeraHbl pa3brBaeT MaccuB 6oJiee TIaTebHO, YTO O3BOJIIET EMY HUUero
He ieJ1aTh 10cJie pEKYPCHUBHOTO BbI30Ba.

Aneopumm 6vicmpoti copmupoeku (quicksort) pa3érBaeT MacCHB TOYHO TakK
XKe, KaK aJlOpUTM HaxoXJeHHs Me[uaHblL. Ilocjie COPTHPOBKU IOJIyUYeHHBIX
[I0OAMAaCCUBOB JBYM: PEKypCHUBHBIMU BEI30BaMU BeCh CXOAHBIN MacCUB OKa3bl-
BaeTcs OTCOPTHPOBAHHBIM. BpeMs paboThl JaHHOr'O aJrOpyUTMa B Xy/IlIeM CJIIy-
yae, KaK M Ui aJTOPUTMA HaXOXJeHUs MeJuaHbl, ectb ©(n?). MoxHO foKa-
3ath (ympaxHeHue 2.24), uTo ero cpedHee BpeMsi pabotsl O(n log n). Bosee To-
ro, Ha MPaKTUKe aJTOPUTM OBICTPON COPTHPOBKH YacTO OKa3biBaeTcs 3¢dek-
THBHee APYT'uX IPU COPTHPOBKE MACCHBOB 0OJIBIIOrO pasmepa.

JIMHENHOCTD CPeJIHero: cpedHee CyMMbl PAGHO CYMMe CPeOHUX e€ CJTacaemblx):
BpeMA paboTHl Ha BXoJe pa3Mmepa [0 h <

< 3n

< | Bpems paboThl Ha BXOJie pa3mepa Jio vy +

+ (BpeMH Ha yMeHblIIIeHe pa3Mepa MaccuBa 10 %Tn)

CpefHiee BTOPOTO CJIATA€MOr0 OLIEHWBAETCS MCXOAsd M3 TOTO, YTO Ha KaxO0M
ypoBHe pekypcun Tpebyercs O(n) omepalinii, a cpefiHee 41cjo ypoBHeii ectb O(1)
(cTporo roBops, BEpOATHOCTD ycIexa He paBHa 1/2, a MoxeT GbITh U GOJIbINE, HO
MOXHO JIOKa3aTh, YTO 9TO TOJIbKO YMEHbBINAET CPeJIHEE B JIEMMe Bhilie). U3 maH-
HOTO HepaBeHCTBa ciefnyeT, uto T(n) = O(n): 1A u06020 BXoa CpejiHee BpeMs
paboTHl aJTopyUTMa Ha 3TOM BXOZe JIMHEIHO.

2.5. YMHOXeHHe MaTpuI|

[pousBenenriem AByx (n X n)-maTtpui; X u Y HaswsiBaeTcs (n X n)-maTpuia
Z=XY,rne

n
Zij :inkij~
k=1

Jpyrumu cjioBamu, Z;; €CTb CKaJAPHOE NPOU3BEJIEHNE i-i CTPOKU MaTpulbl X Ha

j-¥ cTosber] MaTpuIHL Y: .
J

(i, 7)
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YMmHOXeHHe MaTpul] He KoMMyTaTuBHO (XY u YX Moryt pasymuartbcs), HO acco-
mmatuBHO: (XY)Z =X(Y2).

«HauBHBII» aJlTOPUTM, OCHOBaHHBIHM Ha 3TOU (opMyJie, BEIYUCIIET IPOU3Be-
neHue 3a O(n®) oneparumii: Ha kaxaoe u3 O(n?) 3HaueHuii Tpebyerca O(n) onepa-
nuil. JIOBOJIbHO AO/T0 HaMBHBIM aJTOPUTM KasaJics aCUMITOTUYECKH ONTHMaJlb-
HBIM; OBLJIO laXke OKa3aHo, YTO B HEKOTOPHIX MOJEJIAX BEIUMCIIEHNI He CYIeCTBY-
et 6oJiee OBICTPHIX AJTOPUTMOB. [ToaTOMy G0Jlee 3(pPeKTUBHEIN aJrOpUTM, TIpef-
JIO)XeHHBIN HeMelkKuM MatematukoM dosmbkepoM IlTpaccenom B 1969 rofy, oka-
3aJicsl HeOXMJaHHBIM. OH KCIOJb3yeT MeTOJ «pasfiesiAil 1 BIacTByii», !

3ajavy yMHOXeHMA MaTpHI| AOCTAaTOYHO JIerko pa3dbuTh Ha Mofzajaud, Io-
CKOJIbKY MPOU3BejeH1e MOXHO COCTaBJIATh U3 0J10k08. Pa3006bEM Kax Ay M3 MaT-

punl X 1 Y Ha deTeIpe 6Ji0Ka pa3Mepa g X %:

A B E F
=[] r=[en)
Torma ux mpou3BeieHNe BHIPaXaeTcs B TEPMUHAX 3TUX OJIOKOB 10 06BIYHOM (POp-
MyJle yMHOXeHUs1 MaTpull (ynpaxHeHue 2.11):

sy [A B|[E F]_[AE+BG AF+BH
~|c D||G H| ™ |CE+DG CF+DH |

Brlunic/MB peKypcHUBHO BoceMb npousBenenuii AE, BG, AF, BH, CE, DG, CF, DH
1 IPOCYMMUPOBaB X 3a BpeMsA O(n?), MBI BHIYKMC/IMM He06X0UMOe HaM TIPOU3-
BeneHue MaTpul]l. COOTBeTCTBYIOIlee PeKyppPeHTHOe COOTHOIIeHre Ha BpeMs: pa-
OOTBI aJTOPUTMA,

T(n)=8T (g) +0(n?),

naér O(n®), Tak 4TO Takoil peKypCHBHBIN aJTOPUTM HUYYTh He JIydille HAUBHOTO.
O1HaKO €ro MOXHO YCKOPUTH C MOMOIIbI0 ayreGpanyeckoro TpoKa: Iy BBIYKC-
JleHUs npousBesieHNs XY OOCTaTOYHO IMEPEMHOXUTDh ceMb Iap MaTpUll pa3Mepa
g X g, II0CJIe Yero XUTpeM 06pa3om (¥ Kak TosbKo IlITpacceH moragascs?) mosy-
YUTh OTBET:

b.+P,—P,+P P, +P.
XYz[S 4 2 6 1 2 i|’

P, +P, P, +P,—P,—P,
rae
P, =A(F — H), P:=(A+D)(E +H),
P,=(A+B)H, P¢=(B—D)(G+H),
P;=(C+ D)E, P,=(A—C)E+F),
P,=D(G—E).

Tenepb 1A BpeMeHU paGoThl nosydaem cootromenue T(n) =7T(n/2) + O(n?),
tak uto T(n) = 0(n'°%27) ~ O(n>8h).

'Ha npaxTyKe JAHHEI aTOPUTM JAET BHUTPHIII TOJHKO MPH JOCTATOYHO GOJBIIFX 1. ACHMIITO-
TUYECKH ¥ OH He ONTUMAJIeH; Jyumyio oneHKy O(n®37) maét airopurm Konnepemuta—BuHorpaga
u ero mogudukanuu. Bosee TOro, HEKOTOpbIE MPEANOJIATAIT, YTO IPOU3BEJEHNE MATPUL] MOXET ObITh
BBIurcieHo 3a Bpems O(n2+t°(1)), — IIpum. nepes.
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2.6. BeicTpoe npeobpazoBanue dypne

VI Criosib3ysA METOZ «Pas/iesiAil v BJACTBYI», Mbl HAYyYHJIICh OBICTPO YMHOXATh YKC-
J1a 1 Matpursl. HayurmMes tenepp 6bICTPO YMHOXATh MHO2OWTEHbL (TIOJIMHOMEI).
[IpousBeeHe BYX MHOTOWIEHOB cTerneHu d eCTh MHOTOWIEH cTeneHu 2d, Ha-
mpuMep,

(142x +3x3)-(24+x +4x?) =2+ 5x +12x2 + 11x° + 12x*.
d

dopMaJbHO, MPOU3BeAeHNE BYX MHOTOWIEHOB A(Xx) =day + a;x + ... + azx“ u
B(x)= by + byx + ...+ byx? ectb MuOrOWNIEH C(X) =A(X)-B(X)=Co +C1X + ...

et cygx? rhe
k
= Z a;by_;
i=0

(mpu i > d nosylaraem a; u b; paBHBIMM HYJI0). 3HaUY€HUeE C;, MOXXHO BEIYHMCJIUTD 3a
O(k) apudmeTtnueckux onepanuii, a Bce 2d + 1 k03¢hUITEHTOB MOXHO HANTH 3a
0(d?) onepanuii. Ho He/b3s JTU NepeMHONCUMb MHO2OYJTEHbL Gblcmpee?

OkasplBaeTcs, YTO MOXHO. AJTOPUTM, KOTOPBIM NpU 3TOM HCIOJIb3yeTCs, —
6bLcmpoe npeobpazosariie @ypbe — MPOU3BETI peBOIOLNIO B I1(MPOBOI 06paboTke
curHasoB (J1a v Boob1ile cfiesias eé BO3MOXHO). DTOT BaXHBIH [j1d MPaKTUUeCcKo-
ro prMeHeHHUs aJrOpPUTM (ero TeKCT IpUBeAEH B paszesie 2.6.4) MBI pacCMOTPUM
noApo6Ho.

2.6.1. AnpTepHaTHBHOE NIpefcTaBJieHHe MHOTO4YJIEHOB
BrICTpBII aJTOPUTM YMHOXEHHS UCIOJb3yeT TaKOe CBOMCTBO MHOI'OUYJICHOB:

®akT. MHoeouwsteH cmeneHu d 00HO3HAUHO 3adaémca 3HaueHUuAMU 6 JHoOhX d + 1
PA3JTUYHBLX TMOUKAX.

B wacTHOCTH, KaK M3BECTHO, JHOObIe [Be pa3/MYHble TOUKU 3aJal0T MPSAMYI0
(rpaduk MHOrouJsieHa IepBOH CTeNeHNn).

Bri6epem npousBosbHbIe d + 1 ToUek X, ..., X;. MHOrOUJIeH cTelleH! He BHI-
re d umeeT BUgA(x)=ay,+a; x +... + adxd, U ero MOXHO 3aJaTh OQHUM U3 OBYX

CIIoco0OB:

* K03dduUIMeHTaMu dy, ..., dg,

« 3HaueHUAMU A(X,), ..., A(x4).
Btopoe mpencraBieHune Oosiee YOOOHO [JI1 YMHOXEHUs: 3HasA 3HauYe€HUA COMHO-
XKUTeJeH B KaXI0W U3 TOYEK, JIETKO BRIYMCJIMTh 3HAUYE€HMeE MPOonu3BeAeHus (IHCIIo
YMHOXXEHUH PaBHO YHCJIy TOYEK, TO €CTh IIPOTIOPLHNOHAJILHO CTEIEHN MHOT'0YJIe-
Ha). UTak, ec/u MHO2OWTeHbl 3a0A0OMCs CGOUMU 3HAUEHUAMU, MO UX YMHONCEHUE
3aHUMaem JiuHeliHoe @peMsl.

JUIs1 9ero Hy>KHO YMHOXATh MHOTOYJICHBI?

[Ipex e Bcero, camble OBICTpble M3 U3BECTHBIX aJIOPUTMbl YMHOXEHUA UH-
ceJl OCHOBaHBI Ha yMHOXEHHWYU MHOTOYIEHOB (3aJauyd YMHOXEHMA uucesl U
MHOT'0YJIEHOB POZACTBEHHBI: OCTATOYHO 3aMEHUTh X HAa OCHOBAHME CHCTEMBI
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CUMCJIeHVA U CJIeUTh 3a NepeHocamu). Ho, moxasyii, Hanbosiee BaXXHOe IIpU-
MeHeHHe YMHOXEeHUs MHOTOUYIEHOB — yugposasa obpabomka cueHatos (signal
processing). CueHastom (a) Ha3bIBaeTcs MPOM3BOJbHAA QYHKI[UA BpeMeH! W
koopauHaTthel. Hanpumep, desioBedyecKkuil rojioc OyeT 3ByKOBBIM CUTHAJIOM, OT-
paxamomuM KoJjiebaHKUA BO3[yxa y pra ropopsmero. KaptuHy HouHoro He6a
TOX€ MOXXHO CYMTATh CUTHAJIOM (TOJIbKO BYMEpHBIM), M3Mepsd APKOCTh KaK
(pyHKIIUI0 KOOpAWHAT.

a(t) a(t) 6(¢)

>t >t >t

(a) (b) (0

OOpabatbiBas cUrHaji, Mbl AMCKpeTU3HpyeM ero, Oeps 3HaueHUs dyepes oIpe-
JleJIéHHbIe TTpoMeXyTKU BpeMeHH (b). [TocMOTpHM, KaK TaKOW CHUTHAJI POXO-
JT Yyepe3 HeKOTOPYI0 Tpeo0pasyoInylo ero cucmemy. BEIXOJHOW CUTHAJI TAKOU
CHCTEMBI Ha3bIBAIOT OMKJIUKOM:

BxoaHOU curHaj— | CUCTEMA |— oTK/MK

BaxXHBIIT KJIACC COCTABJIAIOT CUCTEMBI, KOTOPBIE 00JIAIAI0T CBOMCTBOM JILHELHO-
cmu (OTKJIMK HAa CyMMY CUT'HAJIOB PaBeH CyMMe OTKJIMKOB Ha KX ABIH M3 HUX 110
OT[IEJIbHOCTH) Y UHBAPUAHMHOCMU NO @peMeHu (CABUHYTHIN HA BpeMs t CUTHAJI
IPUBOAUT K CABUHYTOMY Ha TO Xe BpeMs OTKJMKY). Jio6as cucrema, obJyaza-
I0I1asi TUMH CBOMCTBAMU, MOJIHOCTHI0 XapaKTEPHU3YeTCs peaKnyel Ha caMoe
IIPOCTOE BO3MOXHOE BO3JeHicTBIE — eQUHUYHDLL umnysbe 6(t) (unit impulse),
PaBHBIH eMHUIle B MOMEHT BpeMeHU t = 0 1 HyJI0 B ocTajibHOe BpeM: (c). UTo-
OBl yOEqUThCS B 3TOM, PACCMOTPUM 3aJiepXKaHHbBIN UMITYJIbC O(t — 1), paBHBII
e[MHUIlE B MOMEHT BpemeHH i. Jlio6oit curHas a(t) MOXHO IpeACTaBUTh KaK
JHENHYI0 KOMOWHANNIO 3aiep’KaHHBIX MMITYJIbCOB:

T-1
a(t)=Y_ a(i)s(t i)
i=0

(ecym1 curHan coctouT u3 T orcuéToB). [Io cBOMCTBY JMHEMHOCTH OTKJIMK Ha

curHas a(t) onpenessieTcss OTKJIMKOM Ha pasymyHble 6(t — i). A 1O CBOMCTBY

MHBApHUAHTHOCTU 3TU OTKJIMKU MOJyYal0TCA COABUIOM UMMYJ/TbCHOLL Xapakmepu-

cmuku b(t) (impulse response) — peakiiuy CCTEMbI Ha UMITYJIbC O (t).
JpyruMu cioBaMM, OTKJIMK CUCTEMEBI 3aaéTcs POpMyJIoit

k
(k) = Z a()b(k — 1),
i=0

a 5TO B TOYHOCTU HopMyJsla YMHOXEHHA MHOTOUYJICHOB!
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MHorouJieHbl, OAHAKO, OOBIYHO JaHBI HaM B BUJe cnucka KoappuiineHToB, u
npousBeieHre Heo0X0AUMO BBHIYMC/IMTE B TAKOM Xe Buje. I[IoaToMy yMHOXeHue
OyzeT B TpU dTama: cHavajla MBI IepeiifiéM oT Ko3(hduUIeHTOB K 3HAYEHUAM B
TOYKAX, TO €CTh GblYUCTUM 3HAUeHUs MHOTrOWIeHa B 3TuX Toukax. [Tocse aToro
HaiiiéM 3HaueHNs NPOoU3BeJileHNs B TOUKaX U, HaKOHell, IPOM3BelEM UHMepnoJIi-
yuo (interpolation), To ecTs BoccTaHOBUM K03(PpUIIMEHTH TPOM3BEAEHNA IO €70
3HaAYE€HUAM.

BbIYMCJIEHHME
K03(pPULIIeHTHI » 3HaYEeHUA

A A LA
ag, A1, ..., g MHTEpIONAHIA (x0), A(x1), ..., A(xq)

CoOOTBETCTBYIOIINHI aJTOPUTM MPUBEIEH Ha puc. 2.5. fIcHO, YTO aTOpPUTM KOp-
peKTeH, HO HaCKOJbKO OH 3(QdeKTHBeH? YMHOXeHUe 3HaueHul TpebyeT JIiHe-
Horo BpeMeHH.! Ho cKoJbKO BpeMeHH HYXXHO JUIA BHIYMCJIeHNs 3HaYeHUH (1 UH-
TEPHOJEAIIUY, 0 KOTOPOM MBI IIOKa MOYTU HUYero He 3Haem)? 3HaueHMe MHOTO-
useHa crermeHn d < n B TOYKe MOXHO Bbhiurc/mTh 3a O(d) onepanuii (yrmpaxHe-
Hue 2.29), M03TOMy 3HaUeHHUs MHOTOYJIeHa CTEeleHU N1 B N TOYKAaX MOXHO BBIYHC-
ymTh 3a ©(n?) onepanuii. BeicTpoe npeo6pasosanue Myphe pelIaeT 3Ty 3a/a4y 3a
Bpems O(n log n) asa cnenyaibHO BEIOPAHHBIX TOUEK X, X1, ..., X,_1; YCKOPEHHE
MPOUCXOAUT 3a CUET TOTO, YTO OOHU U Te Xe BBIUMCJIeHN OKa3bIBAI0TCS MOJIE3HBI
[J14 pa3HBIX TOYEK.

Puc. 2.5. Asroput™M yMHOX€EHUA MHOTOYJICHOB.

{Bxozn: roa>dpdurmenTs muorouwnexos A(x) m B(x) crememu me Bhme d.}
{Beixozn: kosdpdunmenTs mMuorounexa C=A-B.}

BBIOOD

BHOpaTh TOYKE X, X1, ..., X, B Kommdectse n=2d +1
BBIYMCJICHHE

ety A(Xg), A(xq), ..., A(x,—1) = B(xy), B(x1), ..., B(x,_1)
YMHO>XXeHHe

sermemuts C(x;) =A(x;)B(x;) mna scex k=0,1,...,n—1
HUHTEPIOJIALINA

BoccranoBuTs C(X)=Cq+ C1X + ... + Cogx 2

2.6.2. BpluncjieHHe MeTOZIOM «pa3/esiiii U BJIACTBYI»

JlomycTuM, YTO I BRIYMCJIEHUS 3HAUEHUE MHOTOUJIeHa A(X) cTeleHu He BhIIIe
n — 1 MBI BBIOpa/m n Touek, pa30UTHIX Ha Iapbl OTJIMYAI0MINXCA 3HAKOM:

tx0, £x1, «ory EXpa-1-

MBI cupTaeM, 4TO KO3(dUIUEHTE MHOTOUJICHOB ABJIAIOTCA BeleCTBeHHBIMU YHCIAMHI U UTO UX
pasMep M03BOJIAeT NMPOU3BOAWTL C HUMU apudMeTHdecKre oneparuu (cjoxeHne U yMHOXeHHe) 3a
oauH mar. OLleHKH, KOTOpble MBI IOJIyuYHM, JIeTKO 0000IIaloTcs M Ha cJydail 0oybmux Kodpduuu-
€HTOB.
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fcHo, 4TO BRIUMCIIeHUA 3HaYeHMIT A(X;) 1 A(—X;) UMEIOT MHOT'O OGII[ET0, IIOCKOJIb-
KY Y€THBIE CTEIeHH X; M —X; COBIAAIOT.

YT0G6HI BOCIIOJIb30BAThCA STUM, BIAEMM B A(X ) MOHOMBI YETHBIX I HEUETHBIX
CTeleHel, ckaxeM,

34 4x 4+ 6x2 +2x3 + x* +10x° = (3 + 6x2 + x*) + x (4 + 2x2 + 10xH).

BhIpaxeHHs B CKOOKAX ABJIAITCA MHOTOYJIeHaMU OT X 2. B 061eM cJlyqae, MHOTO-
yjieH A(Xx) IpeacTaBjseM KaK CyMMY

A(x) = Ag(x?) + xA, (x),

rae Ko3(pouireHTsl MHOTOYJIEHOB Ay U1 A; COOTBETCTBYIOT KO3 duLieHTaM A Ipr
YETHBIX U HEUYETHBIX cTeneHax x. CTemeHW MHOTIO4YJIeHOB A, U A; He Oosblie
n/2 — 1 (mm ynoOGcTBa cuMTaeM, 4YTo n 4€THO). Temeps BHUOHO, YTO BHIYKCJIEHUE
A(x;) n A(—x;) umeeT MHOr0 06IIEero:

Ax) =Ag(x?) + x;A,(x),
A(—x;) :Ao(xiz) - xiAl(xiz)-

WHaye roBopsi, BhUMCTIeHHe 3HaueHU A(x) B n Toukax +xg, £Xq, ..., X, /5 1
CBOJWTCA K BBHIYMCJIEHUIO 3HAaUeHUIN MHOTOUJIeHOB Ay 1 A; (KaxXIplll U3 KOTOPHIX

VIMeeT BJ]BO€ MEHBIIIYI0 CTEIeHb) B n/2 TOUKax xg, wees Xpo_qe
BBIYMICJICHIE A(x) B TOUKAX +Xo —Xo - +Xp021 —Xp/2-1
crerneHp <n—1 \ /
Ag(x) 1 Ay(x) \2/ 2
CBOAUTCA K B TOYKax X, X
o crenenp <n/2—1 0 n/2-1

DTHM CIIocoO0OM 3a/jaua pasMepa n CBOAUTCA K IBYM 3ajauyaM pasmepa n/2, mocjie
Yyero 3a JIMHENHOE BPeMs MOXXHO HAaWTU OTBeT. Ecim 6bI Mbl MOTJIM UCITOJIb30BATh
3Ty UJEl0 PEKYPCUBHO, TO MOJYyYWUJM OBl COOTHOIIIeHNEe

T(n)=2T (g) +o(n),

13 KOTOPOTo GBI CJIejoBaJa xeslaeMas onjeHka O(n log n).

IIpo6yiemMa e 371ech B TOM, YTO BHIOpAHHBIE HAMM UKCJIA PA30UTH HA Maphl
JIMIIb HA IepBOM Iare. YTOGH IIPOAOJDKUTE PEKYPCHI0, HaM HyXHO, YTOOHI YHCIA
x2,x2, ..., x2 /-1 TOXe GBUIN pasbTHI HA Maphl OTIMYAIOIUXCA 3HAKOM, HO ITO
HeBO3MOXHO, TOCKOJIbKY KBaZIpaT YMC/IA He MOXeT OBITh OTPHI[aTeIbHBIM.

3amo mak Modcem Gbims OJA KOMILTEKCHBLX YUCEIT, 8 OMUTUYUE OM GelecnEeH-
Huix. Tak moueMy 6bl He HCIIOJB30BaTh KOMILIEKCHBIe urcia? Ho kKakue MMeHHO?

UTOoOBI NOHATH 3TO, ;[aBaﬁTe IIOCMOTpPUM, Y€M OOJDKHA 3aKOHYUTHCA PEKYPCHUA. Ha
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[ocjle[JHEM IIare y Hac ocTaHeTcsA OfHA TOUYKa; ycThb 3To O6yzeT 1. Torga Ha npebl-
JOymieM mare 6bLM KOpHU U3 1, TOo ecTh £1:

YRYATAY

Ha ypoBHe BhiIe Torga OyayT onATh + V1=+1, 5o Teneps emé u ++/—1 =i, rae
i — KOMILJIEKCHBI!T KopeHb 13 —1. [TofHUMAasACh BhIIIE, MBI JOJDKHBI IPUUTHU K 13-
HavaJIbHBIM N ToukaM. HaBepHoe, BBI yXe JIoraja/Mch, KAKUMU OYAyT 3TU TOYKU:
3TO KOMILTEKCHble KOPHU N-Ui cmeneHu u3 eduHuyst (complex nth roots of unity), To
€CTb n peleHuil ypaBHeHus z" = 1. (31ech n — cTeneHb JBOKMKHU.)

Ha puc. 2.6 npuBeeHsl OCHOBHBIE (PAaKTHI O KOMILJIEKCHBIX YKCJaX. B TpeThel
CBEpXY YaCTH PUCYHKA MMOKa3aHbl KOPHU N-H CTENeHU M3 eUHUIIH, TO eCTh YMCJia
1, w, w2, ..., 0" !, rHe w = e2m/n,

7151 4ETHOTO N BEPHBI CJIelyIoII1e YTBEePX IeHU:

1. KopHu n-i1 cTeneHU U3 eIUHUIBI Pa30MBAIOTCA Ha Maphl Tak, YTO YMCJA B
apax OT/IMYAITCA TOJBKO 3HAKOM: "2 = — ¢/,

2. KBafpaThl KOpHE n-i CTENeHN — 3TO KOPHU CTereHu n/2.

TakuM o6pa3oM, HauaB C KOpHell cTelleHU 1, Ile N eCTb CTelleHb ABOMKU, MBI
1ocJleioBaTesbHO GyieM MOJy4aTh MOA3AJadyd Ul KOpHei cremeHu n/2% ms
k=0,1,2,... Kakx Mbl TOBOpWJIM, TaKHe KOPHU pa30MBAIOTCA Ha Maphl, YTO MO3-
BOJIIET HaM HCI0JIb30BaTh METO/ «pa3fesiAil 1 BJIacTByii». COOTBETCTBYIOIUN aJl-
TOpPUTM HasbIBaeTcs Obicmpuim npeobpasosaruem Dypove (fast Fourier transform,
FFT, cm. puc. 2.7).

2.6.3. UHTepnossnusa

BepHéMcsa k Halllel cxeMe YMHOXeHUA MHOT'O4JIeHOB (puc. 2.5).

BBIUNCJIEHUE
K03GPULINIEHTH » 3HAYEeHU:
ag, Ay, -.., 4 -« A(xg), A(xq), ..., A(x
0> 71> +ee0 Hd MHTepIOJALHA (x0), A(x1), ..., AGxa)

Ec/m Touku x; ABs0Tea kopaamiu (1, w, w2, ..., w'™ 1) n-ii cTenenu us equHy-

I[BI, TO IIPY IIOMOIIX GBICTPOTrO Npeobpa3oBanus Dypbe MOXKHO MepeiTu OT Ko3d-
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Puc. 2.6. KomnjiekcHble KOPHU U3 1 U peKypCUBHBIE BBIUMCIICHUS.

MHHMasA OCb

KomriekcHas njaocKOCTh

Yucny z = a + bi coorBeTcTByeT TOuKa (a, b).

A
TlonApHble KOOP/MHATHI:
b z=r(cos O +isin 0) =re'?, o6osnauenwue: (r, 6);
* paduyc r = 4/ a®+ b?;
r » yeonn 0 €[0;2m): cos 6 =a/r,sin 0 =b/r.
0 R [Tpumepsr:
a4 BemecTBeHHas | YHCIIO | -1 i 5+ 5i
och TOJIAPHBIE
nompe o | (™) (Lm/2) (5V2,m/4)
A (. 6) VYMHOXeHHe B MOJBIPHBIX KOOPJUHATAX
r b
(2, 63) v YMHOXaeM paguychl 1 CYMMHUPYEM YTJIbL:

(ry, 01) X (g, 05) = (113, 61 + 65).

Jlna mmo6oro z = (1, 0)

« —z=(r, 6 + ), mockosbky —1 = (1, 7);

* eCJM g JIEXUT Ha eJMHUYHOMN OKPYXHOCTH (TO
ects r =1), T0 2" =(1, nO).

KomMriiekcHbIe KOPHH CTeeH: n u3 1

Kopnu ypaBHeHus z" = 1.

Mo mpaBUJTy YMHOXEHUS KOPHAMU ABJIAIOTCSA
uncma z = (1, 2k /n), tne k=0,1,...,n—1
(moka3saH ciyuaii n = 16).

J1 46 THBIX N

+ KOpHU pa3butsl Ha mapsi: —(1, 0) =(1, 0 + 7);
* KBaJpaThl KOPHEH fABJIIOTCA KOPHAMU U3 1
crenenu n/2 (00BEIEHBI B PAMKY).

BBIYHCIISIEM
A(x) B KOpHSAX
n-ui creneHu
U3 eUHUITBI

IIar pexypcun

BBIYHCJIAEM
Ag(x) 1w Ay (x)
B KODHSX CTe-
neHu n/2

pa30ouTHl
Ha napsl

(n— cTemneHs 2)

HO-TIpeXHEMY
pa3duTel Ha
mapel
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Puc. 2.7. BeicTpoe npeo6pasoBaHue Dypoe.

dymxmua FFT (A4, w)
{Bxozn: xosddummenTs mMuorouwnena A(X) crememm me 6omee n— 1, rze
N — CTeleHb IBOMKU; KOMIUIEKCHOE YUCIO W, I KoToporo w"=1.}
{Buxoz: smawemma A(w®),...,A(w™1).}
ec w=1: BepuyTs A(1)
mpexncrasuts A(x) B Bume Ag(x?)+ xA;(x?)
susBats FFT (A, w?) mns Beraucierus A, B YETHHNX CTEIEHAX
BuzBaTh FFT(4;, wz) IJIsT BEMUCIEHNS Ay B HEYETHHX CTEIEHAX
mmj'o:rO;lon'—lz' '
A(w!) =Ag(w?¥) + WA (0¥)
BepuyTh A(w?), ..., A(w™?)

GbUIMEeHTOB MHOTOUJIeHa K ero 3Ha4eHUsAM B 9TUX TOuKax 3a Bpems O(n log n):
(smauenus) = FFT ((koapdunmeHTsr), w).

Ho xak mepeiitu o6paTHO (BBIMIOJHUTH MHTEPIOJEAIN0)? [lopasuTresbHbBIM 00pa-
30M OKa3bIBaeTCs, YTO

(koo dureHTs) = %FFT((SHa‘{eHI/Iﬂ), w™h.

OO6patHBIl Ilepexof, TaKuM 00pa3oM, OCYIIeCTBJEIETCA C IOMOIIBI0 BCE TOTO Xe
6BICTpOro mpeobpaszoBaHus Dyphbe, HO ¢ w ™! BMecTo w. Ha mepBHIil B3rym 3TO
KaxeTcs 4y[ecHbIM coBnajieHreM. Mbl ybequmcss B BEPHOCTH 3TOro ¢akTa, Ie-
pedopMympoBaB olepanyy ¢ MHOTOYJIeHaMU B TepMHHaX JIMHENHOHN amreGphl.
A moka oT™MeTHuM, YTO BCe IIary Hamlero aJropuTMa yMHOXeHNA MHOT04JIeHOB 3a
Bpems O(n log n) (puc. 2.5) Teneph MOJHOCTBIO ONpeAesIeHEL.

DOOPMVYJIMPOBKA B TEPMUHAX MATPUI]

HHTepecyollee HaC yTBepXieHNe (MHTEPIOJLANNA — 3TO TOXe MpeoOpa3oBaHue
®ypbe) B KOHEUHOM CUETe CBOAUTCA K HECJIO)KHOMY BBIUMCJIeHMIO (1o ¢dopmyie
JJI1 CyMMBI TeOMeTPUYecKol rporpeccurt). Ho mosie3Ho noHnMaTs 6osiee ooIuin
KOHTEKCT B TEPMUHAX JIMTHEIHOU are6psl.

MbI uMeeM Jiesio ¢ AByMs IpefcTaBJIEHUsIMU MHOTOUJIEHOB CTelleH! He BBIIIe
n — 1: B Bufle BekTopa KoapdUINEHTOB U B BUJe BeKTopa 3HaueHuil. [lepexon oT
K03(pPUIMEHTOB K 3HAUEeHUSAM — JIMHEIHOe peo0pa3oBaHue, U MAaTPULy 3TOrO
npeo6pa3oBaHuA JIerko Hamucarthb:

A(xo) 1 x, x? xg g
A(xy) 1 x, x3 xi a
A( ) 1 2 n—1
X1 Xooy X2 oxM ] La,

OTa MarpuIa HaszpiBaeTca mampuyeti Bandepmorda (Vandermonde matrix).
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Kak MbI yxe roBopum, Ko3GQUIIMEeHTH MHOTO4JIeHa CTelleH! He BHIIIe n — 1
OJTHO3HAYHO BOCCTAHABJIMBAIOTCA 10 €ro 3Ha4eHUsAM B 11 TouKax. B TepMuHax ym-
HeIHOW aJre6phl 3TO COOTBETCTBYET TAKOMY CBOMCTBY MaTpullbl BannepmoHa M :

Ecmm xq, ..., X,,_; IONapHO pa3yM4HbI, TO M obpaTuma.

3ajava MHTEPNOJHAMYA COCTOUT B HAXOXJEHNYU 0OpaTHOrO npeo0pa3oBaHusl, KO-
TOpOe, KaK y4uT JMHeliHad ayrebpa, CBOAUTCA K YMHOXEHHI0O Ha oOpaTHyI0 Mart-

puy:

BEIUKCJIeHHe 3HAYeHHi1 eCTh YMHOXeHre Ha M, a MHTepHOJHALHA — YMHO-
xeHue Ha M 1.

3ajaua MHTEPIOJSNUY COCTOUT B HAXOXIAEHUM OOPATHON MAaTpHUI[Bl, M HaM
HYXHO [TOKa3aTh, YTO B MHTEPECYIOIlleM Hac ciIy4yae MaTpuilbl Bangepmonaa M (w)
U TOYEK X; = w', rae " = 1, UMeeT MeCTO cJiefdyiollee paBeHCTBO.

®dopwmysia obpamieHus.
M () =M, (0.

3aMeTHM, 4TO w | Toxe GyfeT KOpHeM U3 eUHUIE! (COMPIKEHHBIM K ).

MATPULIA UHTEPIIOJIALIAN

Kak Msbl Bufesm, npeobpasoBanue Oypbe YMHOXKAET IPOM3BOJIBHBIE BEKTOP pas-
Mepa n, cofiepxxamuii Ko3pdUIeHTs MHOIOUJIeHa, Ha (1 X 1n)-MaTpUIy

11 1 .. 1 7 « crpokammw’=1
1 o w? .. o'l — w
1 w? ot ... WD —  w?
Mn(w) = . . to. .
1 o’ w¥ L —
1 wn—l wz(n—l) w(n—l)(n—l)_ — wl’l—l

rae w —KopeHb cTerneHu n u3 1 (B kayecTBe n Mbl OepéM cTeneHb ABONKHU, HO
cefiuac 3To He BaXxHO). Jlpyrumu cyioBamy, (j, k)-i snement [M,(w)]; x paBen w'k
(IIpy HyMeparuu CTPOK U CTOJIOIL[OB C HYJIA).

Hawm ocrtasioch goka3aTh Takoil pakT:

Jlemma. M, (w)M,(cw™ 1) =nl, 2de I — edunuunas mampuya.

Joxazamesmcmeo. B camowm ferte, (j, k)-i1 57ieMeHT TaKoro IMpon3BeAeHNA IO OIpe-
JIeJIEHUI0 paBeH

n—1

n—1
D IMy ()] M0 )] =D (@ ) =140 @24 o000,
i=0 i=0
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OTO cyMMa reoMeTpUYecKoil IPOrpeccit co 3HaMeHareseM ' . Ecym 3HameHa-
TeJIb paBeH 1, TO ecTh j = k, TO BCe WieHBl CyMMBI PaBHBI 1 BCS CyMMa paBHa 1.
B mpoTHBHOM cJily4ae 1o GopMyJie CyMMbI TeOMEeTPHUUECKO ITPOrPeccru mojydaem
(1 - "070)/(1 = wY™), yro paBHO Hy/mO, MOCKOJBKY w" = 1. O

B TepMuHax JMHENHON ayreGpsl MOXHO CKa3aTh HEMHOro mHade. Marpuna
M,(w™!) aBnseTca spMuTOBO COMpsXEHHOI K MaTpuiie M,(w), TO ecTh moJyya-
€TCs1 TPAHCIOHUPOBaHUEeM (YTO B JAHHOM CJIyvuae He MeHseT MaTpPUILbl) U COIps-
’XKeHUeM Bcex eé 35ieMeHTOB 1o ¢opmyie (a + bi)* =a — bi; B MOJSPHBIX KOOP/U-
HaTax COIpsUKeHNe KOMIIJIEKCHOTO YHCJIA COOTBETCTBYeT M3MEHEHUI0 3HaKa yIJia,
TO ecTh epexoly oT z = re'® k z* = re™'%. Jina KoMmIeKCHOrO YKCIA 2 € IUHIYHOI
JUIMHBI (B 4aCTHOCTH, JyIA KOpHeil U3 e uHUIBI) z* =z~ 1. Halle paBeHCTBO Ipu-
obpetaet Buj M M*™ =nl, 4T0 03HaYaeT, YTO CTOJIGI[B MATPHUIIB M OPTOrOHAJbHBI
OTHOCHUTEJIbHO CKaJIAPHOTO MpousBeieHus (inner product)

u-vi=ugvy+ ...+ u,qv,

Y UMEIOT [UMHY +/n. MOXHO cKa3aTh ellé, 4YTO B MPOCTPAHCTBE MHOTOUJIEHOB CTe-
IeHU He BhIlle n — 1 y Hac ecTh ABa 6a3uica: OguH — OOBIYHBI, COCTOSIMINN U3 OJI-
HOWIEHOB, U Jipyroil — 6a3uc dypbe, B KOTOPOM KOOPAMHATEI MHOT'OYJIEHA — 3TO
€ro 3Ha4YeHUs B KOPHAX U3 emquHuUIB. Matpura M, (w) mpeobpa3yeTr KoopAuHa-
THl U3 NepBOro 6asnca BO BTOPOI, U IIPX 3TOM OHA YHHUTapHa (C TOYHOCTHIO [0
ko3ddunmeHTa), To ecTb 3TU JjBa 6a3uca 3a[al0T OAHO U TO Xe CKaJIPHOE IMpo-
n3BeJileHre B IPOCTPAHCTBE MHOTO4JIEHOB (OIATH e C TOYHOCThI0 A0 Ko3hdunu-
eHTa).

B 6a3uce ®ypbe yMHOXKATh MHOTOYJIEHHI JIETKO, TIO3TOMY JJI1 YMHOX€eHUA MHO-
ro4JIeHOB, 3aJlaHHbIX HabopaMu K03¢hdUINEeHTOB, MBI IlepexouM k 6azucy Dy-
pbe, IIocjle Yero BhIYKCJ/IAEM NpOM3BefleHre 1 pe3yJsbTaT IepeBoauM 0OpaTHO B
cra”HAapTHHIN 6a3uc (uHTEpnoysLnusa). beicTpoe npeobpa3zoBaHue dypbe MO3BO-
JIAIeT JIeTKO MepeXo/iUTh OT oAHOro 6asuca K JpyromMy (B o6e CTOPOHBI).

2.6.4. Emé o 6sicTpoM nnpeobpasoBanuu dypse

WTak, MBI onmcaii Bce IIaryu Hallei cxeMbl yMHOXEHHS MHOTOWIEHOB. PaccMoT-
PHM Tenepb JleTaJli peam3alyy caMoi BaXXKHOU 9acTu — GpICTpOro mpeobpa3oBa-

Hus dypbe.

AJTTOPUTM BBICTPOI'O ITPEOBPA3OBAHUA DYPLE

Bxomom BII® sBisieTcst BekTop a = (d, ..., d,_1) ¥ KOMILJIEKCHOE YHCJIO ] OHO
ABJIIETCS IePBOOOPA3HBIM KOPHEM CTEIeH! N U3 eIMHULIBI, TO eCTh €r0 CTeleHu
1, w, w?, ..., 0" pasIMUHBI U cpe/U HUX eCTh BCe KOPHMU N-ii CTETNIeHN U3 e/JUHU-
I[bl. AJTOPUTM YMHOXa€ET BEKTOP a Ha marpunly M,(w) pasmepa n X n, B KOTOPOl
(j, k)-i1 ameMeHT (Ipy HyMepaluK CTPOK U CTOJIOIOB ¢ HyJig) paBeH w/X.
B0O3MOXHOCTb HCIIOJIb30BAHUA METO/A «Pa3feIAl 1 BJIACTBYH» CTAHOBUTCA sC-
Hee, eCJI1 MIepeCcTaBUTh KOOPAMHATH Ha BX0/e (M COOTBETCTBYIOI[HE CTOJIOL[BI MaT-
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pUIIBI), Pa3/ie/IMB X HA YETHBIE U HEUETHBIE:

cToJiber]
If Zlk 2k ri— 1
I aO I I aO
a; a
a, .
as a.
. . . . . . n—2 _
JT wlk ay =J+ ¥ | ¥k a =
az
n-1 Ap—1
M, (w) a YETHBIE HEYETHBIE
cToJider]
2k 2k +1
| |
I I
ao
as
I+ w¥k w! Wk :
— an_2
a;
. . « . a
j+n/2 + ¥k | —wlwik 3
an_1
Bo BTOPOM paBEeHCTBE Mbl BOCIOJb30BAICh TeM, 4To w2 = —1 u w" = 1.

BuHo, 4TO B JIEeBOM BepXHEM U B JIEBOM HIDKHEM YIJIaX Telepb CTOUT MaTpu-
n n
na Mn/z(wz) pasmepa 3 X 3. CmpaBa Xe CTOAT MAaTpHI[BI, TOJydyaloluecs u3

M, /5(?) HOMHOXeHMEM j-ii CTPOKK HA @’ M —w! COOTBETCTBEHHO (M1 BCeX j).
B uTtore noJsiyuaem

) a
: as . as
JT Mn/2 . 4w’ Mn/2 .
an-2 an
do a
. as . asz
j+n/2+ M, /o . —wl | My .
an—2 an—1
M5! cBeJ BRIUKCIIEHNE Tpou3BeaeHus Matpuisl M, (w) Ha BexTop (ag, .., Ap_1),
TO eCTh 33a/jauy pa3Mepa n, K [ByM 3a7ja4aM pa3Mepa n/2 — BbIUYMCJIEHUIO TPOU3Be-
2
nenus M, »(w*) na (ay, ay, ..., a,_) nHa (a;, as, ..., a,_1). Hosyuucs (puc. 2.8)

TOT )K€ caMblli peKyYpCUBHBIH aJTOpyUTM ObICcTpOro npeobpaszobanusa Oypbe, KOTO-
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PhIli MBI OIMCBIBAJIM PAaHbIIE, TOJHKO TEIeph OH M3JIOXKEH B TEPMUHAX MATPUI]
(BMecTo MHOTrO4IeHOB). Ero Bpems paGotsl T(n)=2T(n/2) 4+ O(n) =0(n log n).

Puc. 2.8. BricTpoe npeo6pazoBanue dypne.

dymxmma FFT (A4, w)

{Bxox: mexrop a=(ay,dy,...,d,_1), TOe N — CTeNeHbL OBOUKH,
() — TepBOOOpAa3HHI KOPeHb CTENeH: N U3 eIVHWIE. }

{Bexoz: smawemus A(w®),...,A(w™1).}

ecim w=1: BepHyTH A

(SO: S15 e sn/Zfl) - FFT((a05 as, ..., anfz); wZ)

(S(/), 5/1: LA} 5:1/2—1) - FFT((aD as, ..., an—l): a)Z)

mna j ot 0 mo n/2—1:

rj=s;+ s

— . — e

j
BepHYTD (g, I'ys ++s Tno1)

HEPEKYPCUBHOE OIMTMICAHUE BI1®

[TokaxeM, KaK MOXHO omnucaTh ObICTpoe peoOpa3oBaHue dypre 6e3 peKypcum.
Jna Havasa n3o0Opa3uM OAWH ypOBeHb peKypcuu B Bufe cxeMbl. Ha pucyHke 3a-
Jlaya pa3Mepa n CBOJUTCA K ABYM 3aZjauaM pasMepa n/2.

FFT, (Bxom: ag, ..., Qp_1, BBIXOI Tq, «vey Ip_q)

a, —| -
a; —| -
— FFT,/; r

a; — -
as — -
— FFT,

Titn/2




72 Inasa 2. Memod «pazdestil u gracmayti»

[IpoBOJa Ha PUCYHKe MEPeNal0T KOMILIEKCHBIE YKCJiA CjleBa HampaBo. [lomeTka
(6ec) j Ha MPOBOJIE O3HAYAET, YTO COOTBETCTBYIOIEE YHCIIO AOMHOXAETCSA Ha .
Korza fBa mpoBoja CoeUHAITCS, COOTBETCTBYIOIUE YHMCJA CKJIapIBaTCsA. Ta-
KUM 00pa3oM, B ABYX BBIJIEJIEHHBIX Ha PUCYHKE BBIXOJaX MPOUCXOIAT TaKUe BbI-
YUCJIEHUS:

/
T

L =3. J
r 5J+cosj

j
r =s. — wls’.
j+n/2 7 2] j

Ha puc. 2.9 nokazana Bcsa cxema npu n = 8. (MecTa cxeMbl, I/ie IPOXCXOUT CO-
e[lMHeHle [IPOBOJIOB, IIOKa3aHbl KPY>KOUYKaMU, OCTaJbHble llepecedeHus JMHUN —
Kaxy1recs.)

OTMeTUM HeCKOJILKO (PaKTOB.

1. IIpu n Bxofax y cxeMsl O6yzieT log, n ypoBHel1, Ha KaXX/IoM YPOBHe II0 11 Bep-
mvH. Beero B cxeMe mMpou3BoUTCA 1 log n onepariuii.

2. Bxoppl gaioTcs B cTpaHHoOM nopszke: 0, 4, 2,6, 1, 5, 3, 7.

[Mouemy Takoi mopsaaok? Kak Mbl MOMHUM, B aJTOPUTMe OBICTPOro mpeobpa-
3oBaHuA Oypbe cHavYaJia TPOU3BOIUTCSA PEKYPCHUBHBIHN BBI30B OTAEJIBHO 11 KO3(d-
(urrieHTOB ¢ YETHBIMU HOMepaMHu (MocJieJHMI OUT NHAeKca paBeH HYJI0), a 1o-
TOM — ¢ HeuUéTHBIMU (TocjlefHMI 6UT paBeH efuHulle). Ha ciefytonieM ypoBHe
peKypcuM OTAesIbHO 0OpabaThiBaroTCA Y€THBIE KO3(GOUIIMEHTH U3 IepBOM IpyI-
el (00 Ha KOHIle) U OoTAebHO HeuéTHBIe (10 Ha KoHIle) U Tak Aajiee. Jpyrumu
CJIOBaMM, MH/JIEKCHI YIIOPSIOYEHHI TI0 MOCJIeJHEMY OUTY, B CJlydae paBeHCTBA — IO
MpeanocyjeHeMy U TakK Jajiee (Kak B OOBIYHOM JBOWYHOM 3aIVCH, TOJIBKO CIIpa-

Me yleHHOE pacIpocTpaHeHHe GBICTPOrO aJIropuTMa

Ha 3acegannu Hay9HOTro coBeTa Ipu npesnaeHTe Kennequ B 1963 rony marema-
TukK u3 [IpuHcrona, ko Teioku, 06bsicHuI Jluky ['apBuHy u3 komnanuu IBM,
KakK ObpICTpO IocuuTarth IpeoOpasoBaHue ®ypre. B To Bpemsa 'apBuH paboTa
HaJl pacno3HaBaHUEM sAJIepPHBIX B3PBIBOB IO celicMorpaguieckuM JaHHBIM, U
npeobpaszoanure @ypre OBLJIO y3KMM MecToM. BepHyBmNch ¢ 3acefanus, 'ap-
BUH nonpocui bkosa Kyym peamizoBats ajroputM ThIOKU.

TFapBuH u Ky pemnmm, 4To HaAo ONMyOJMKOBATh aJITOPUTM, YTOOBI 3Ty UAEI0
KTO-HUOYZApb He 3anareHToBasL Cam ThIOKM Me[UmisL, I03TOMY 3THUM 3aHscA Ky-
1, 1 B 1965 rony nosaBusach ux coBMecTHas ¢ ThIOKU CTaThs, CTaBIIasA OOHOM
13 HauboJlee N3BECTHBIX 1 MUTHPYEMBIX. ThIOKM He TOPOMIMJICA C MyOJMKaIein
He II0TOMY, YTO XOT€eJI COXpPAaHUTh CEKPET WM NOXXKMUBUThLCA Ha naTeHTe. OH cun-
TaJl, YTO METOA AOCTATOYHO IIPOCT U CKOPEe BCEro yxxe mu3pecTeH. Jla u BoooO1e
B TO BpeMs aJTOPUTMbI MaJio IeHUJIM.

Ho Ha camoM fesie ThioKu OBLI IIpaB: Kak MO3Xe BBIACHUIIOCh, OPUTaHCKHE
WHXeHepHl ucnosib3oBaa bII® yxe B 1930-e rompl. bosee Toro, cxoxue uaeu
HCII0JIb30BaJIMCh B CTaThe ['aycca, KOTOPOro MHI yKe BCIIOMUHAJIM B Hadajie 3TOU
rJaBbl. JTa ero paboTa JoJroe BpeMs OCcTaBajach HEU3BECTHO! [yl COBpeMeH-
HBIX YYEHBIX, IOTOMY YTO OblLjIa HaMMCcaHa Ha JIATBIHU (KaK 3TO Toraa OBLJIO MpU-
HATO).
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Puc. 2.9. Cxema OvicTporo npeodpasoBanusa dypobe.

000 = dg A(w?) 000
100 | A4 A(w!) 001
010 = @ A(w?) 010
110 & Qs A(w?®) 011
001 a4 A(w*) 100
101 @ @s A(w®) 101
011 & a3 A(w®) 110
111 | ay Al(w”) 111

Ba HaJIeBO): HAA0 B3ATh 0ObuHYyI0 3amuck 000, 001, 010, ... u nmepeBepHyTh BCe
4yca.

3. JIyist KaXx Ioro BXOAA a; Y KaXJI0rO BBIXOAA A(w") CyIIECTBYET POBHO OJIMH
COeqUHSAIOIUHI UX ITYTh.

Bosee TOro, 53TOT ITyTh AOBOJILHO IIPOCTO OIKCATh, UCIOJb3Ys ABOMYHOE Npe-
CTaBJleHHe MHJEeKCOB. VI3 kax 01 BepIIMHBI BHIXOUT BIIPaBO POBHO JBa pebpa:
BepxHee (0-pe6po) u HuxHee (1-pe6po). UYTo6sl momacts B A(w*) u3 mo6oro Bxo-
[1a, Hy’)KHO YNUTaTh JBOUYHYIO 3aIICh Kk ClIpaBa HaJjieBO U UITU I10 COOTBETCTBYIO-
1M pébpam ciieBa Hampaso. (OnumiTte Mogo6HHIM 00pa3oM U OOpaTHBIN My Th.)
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4. Ha mytu 13 a; B A(w") cymma Becos paBHa jk mod 8.

Tak Kak w® = 1, BKJaj BXoma a; B A(w*) ectp B TOuHOCTH a]-cojk, U TIO3TOMY
cxeMa KOPPEKTHO BHIUMCJIAET 3HAUeHHsA Ha BHIXOAX.

5. HakoHeIl, OTMETHM, YTO TaKOe MpeCTABJIEHNE CXeMBI OYeHb YJI00HO I Ma-
PaJUIesIbHOTO BBIYMCJIEHUS U allIapaTHOM peas3anuu.

YnpaxHeHus

2.1. Hatiyure npousBeaenue umces1 10011011 u 10111010 (B mBOMYHON cucTe-
Me CUHCJIEHHS), UCIIO/b3Ys aJTOPUTM YMHOXEHHA YKCeJ, OCHOBAaHHBII Ha METO/IE
«pazfeJiiii U BJIACTBYI».

2.2. TTokaxuTe, 9TO /I JEOOBIX I[€JIBIX MTOJIOKUTEbHBIX N U b Ha oTpe3ke [n, bn]
o6A3aTesIbHO HAMAETCA CTEeIleHb b.

2.3. B pazzesne 2.2 MBI aHaJM3MpPOBAJM PeKyppeHTHBIE COOTHOIIEHUA, OlleHNBAas
YKCJIO Oleparyil Ha KaX0M YPOBHE JiepeBa peKypcuu. IIpMMepHO TOT ke aHa-
JIM3 MOXHO M3JIOKUTh MHauve. JIJi1 MpuMepa pacCMOTPUM 3HAKOMOe HaM COOT-
nomenue T(n)=2T(n/2)+ O(n) u 6ygem ero «packpy4uBathb». [IepBEIM O€JIOM
sameHuM O(n) Ha BEpPXHIOI OLIEHKY ch IJI1 HEKOTOPOH KOHCTAHTHI C, MOJIyYnB
T(n) <2T(n/2)+ cn. IIpuMeHsA 5TO HEPABEHCTBO HECKOJIBKO pa3, MbI OLlEHMBa-
eMm T (n) cuauana uepe3 T(n/2), norom uepes T(n/4), uepe3 T(n/8) u Tak masee.
B xoHIje KOHI[0B MBI goiaeM o T(1)=0(1):

T(n) < ZT(g) ten<
Cafor(2) 5] rn=ar(3)
<4f2r(2)+ 2] +2cn=8T(§) +3cn
<s[2r(&)+2] +3cn:16T(16) n<..

Vke BUZIEH 1 OOIMIA BUJ] TAKOTO HEPABEHCTBA:
T(n) < 2’%(%) + ken.

Ioacrasisist k = log, n, mosyuaem T(n) < nT(1)+ cnlog, n=0(n log n).
(a) TIpoBemute Te ke paccyxaenus i1 T(n) =3T(n/2) + O(n). Kakos Gyzet
o6IIMii BU HepaBeHCTBa B JaHHOM cilydae? Kakoe k HyXHO IMOJCTaBUTh?

(b) Teneps orenure T(n), ecom T(n)=T(n— 1)+ 0(1) (3T0 cOOTHOIIEHHE He
MMOKPBIBAETCsI HAIle TEOPEMOIT).

2.4. Kakoii 13 Tp€x NpUBeJEHHBIX HIDKE aJTOPUTMOB BB OB ITpeAnowm? KakoBo
BpeMs pabOThl 3TUX aJTOPUTMOB?

« AropuTM A, pelas 3aavy, IPOM3BOAUT IIATh PEKYPCUBHBIX BEI30BOB JISI TOA-
3a7a4 BOBOE MeHBIIEero pa3Mepa, Mocje 4ero CTPOUT OTBET AJI1 MCXOOHOM 3a-
Jlauyl 3a JIMHEHHOe BpeMsl.
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« AsropuTtMm B, pemnas 3a/jaqy pa3Mepa n, JeJlaeT Ba PEKYPCUBHBIX BHI30BA IS
3a7a4 pasmepa n — 1, mocJie Yero HaXouT oTBeT 3a Bpems O(1).

+ AsroputMm C, pelias 3afjauy pa3mepa n, peKypCcuBHO pelllaeT JeBATh 3a1a4 pas-
Mepa n/3 U cTpouT oTBeT 3a BpeMsa O(n?).
2.5. HaiiguTe pellleHre i1 KaXJ0Oro U3 MPUBEIEHHBIX HUXKE PEKYPPEHTHBIX CO-
OTHOIIIEHU! B TepMHUHAX O:
(@) T(n)=2T(n/3)+1;
(b) T(n)=5T(n/4) +n;
(¢) T(n)=7T(n/7) +n;
(d) T(n)=9T(n/3)+n?%
(e) T(n)=8T(n/2)+ n3;
() T(n) =49T(n/25) + n®/? log n;
@ TM)=Tn—-1)+2;
(h) T(n)=T(n—1)+ n°, rge ¢ = 1 — KOHCTaHTAa;
(1) T(n)=T(n—1)+c", roe ¢ > 1 —KOHCTaHTa;
() T(n)=2T(n—1)+1,;
(k) T(n)=T(vyn)+1.
2.6. JluHeliHasA M MHBApHaHTHAA N0 BPEeMEHHU CHUCTEMAa MMeeT CJIeAyIOIIy0 HNM-
MyJIbCHYI0 XapaKTEPUCTUKY:

b(t)

]_/tolboooooooooo

0000 00000000000 t
to

(a) Omnumure cjoBaMu paboTy JAHHOMN CHCTEMEL.

(b) YMHOXeHMe Ha KaKOil MHOTOUJIEH €l COOTBETCTBYET?

2.7. Uemy paBHa cymMMa BceX KOpPHeH n-i cTeleHu u3 eUHULBI? YeMy paBHO UX
npousBefieHre, ecym n 4€tHO? Ecom n He4éTHO?

2.8. (a) IMpumenute ayroputM BII® k BekTopy (1, 0, 0, 0). KakoBO COOTBETCTBY-
olee w? Y kakoro Bektopa BII® pasto (1, 0, 0, 0)?

(b) Te xe Bompocsk 11 Bektopa (1,0, 1, —1).
2.9. YmHodceHUe MHO20WTTeHOG npu homowu BITD.

(a) JomycTtum, MBI XOTUM HaWTU MIPOM3BEIeHUE MHOTOYJIEHOB X + 1 1 x2+1
npy nmomomy 6sicTporo npeobpasoBanusa dypre. BeibeprTe MOOXOAIIYI0 CTe-
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MeHb IBOUKY, npuMeHuTe BI1D K AByM BEKTOpaM, TePeMHOXbTE OJIyYeHHBIE BEK-
TOPBI IOKOMITOHEHTHO U MOJIyYUTe MCKOMBINI MHOTOYJIeH oOpaTHbhIM BIID.

(b) IoBTOpPHTE 3TO Jy15I MHOTOYJIEHOB 1 + X + 2x2 u 2+ 3x.

2.10. Hatigute koahduiireHTs MHOTOUJIEHA P CTeNeHU He 6oJbiie 4, ecm p(1) =
=2,p(2)=1,p(3)=0, p(4)=1, p(5)=0.

2.11. B asroputMe I yMHOXeHUs MaTpull (paszen 2.5) Mbl MCHO0Jb30BaU CJIe-
Jymoliee CBOMCTBO: ec/ii X U Y CyTh MATpPUIIBI pa3Mepa n X n u

A B E F
x=[2 3] v=[s )
non

rne A, B, C, D, E, F, G u H ABJAIOTCA MaTpUILlaMu 5 X 5

TO npousBefieHne XY
MOXeT OBITh 3alMCaHO CJIeAyI0LMM 00pa3oM:

sy [A B][E F]_[AE+BG AF+BH
~|c D||G H| T |CE+DG CF+DH |

Jlokaxwure 3TO.

2.12. O].IeHI/ITe IMOpANOK KOJIMYECTBA CTPOK, KOTOPOE Hale4dYaTaeT HpI/IBeJ:[éHHaH
HIMXE IMporpaMmMa, Kak (I)YHKL[I/II/I OT n: 3allMIINUTE PEKYPPEHTHOE COOTHOIIIEHNE 1
pemure ero. MoxHO CUMTaTh, YTO n €CTh CTEIIECHb ;[BOfIKPI.

npouexypa F(n)

ecmu n>1:
HaledaTaTh «BCE emé paboTano»
F(n/2)
F(n/2)

2.13. /IBorvyHOE JepeBO HA3bIBAETCS CMPO020 0BOUYHBIM, ECIIM Y KAX 0N ero Bep-
IIMHBI JMO0 HOJb, MO0 fBa cbiHAa. O603HAUYNM depes3 B, KOJM4YeCTBO BCEX CTPOro
JBOUYHBIX IepeBbEB C N BEPIIMHAMU.

(a) HapucytiTe Bce cTporo IBOWYHBIE AepeBbA ¢ 3, 5, 7 BepIIMHaMU U HaliiuTe
3HaueHus B, Bs u B,. [ToueMy MBI IpOITyCcTH/I YE€THEIE YKicja (Hanpumep, B,)?

(b) 3amummTe peKyppeHTHOe COOTHOIIEH e A B,,.
(c) JlokaxuTe MHAYKIHeH 1o n, uTo B, = Q(2"/2).

2.14. TlokaxwuTe, kak 3a Bpems O(n log n) yaaymTh U3 MaccuBa pa3mepa n Bce qyo-
JIMKaTHl, TO €CTb OCTAaBUTh KaX bl 3JIeMEHT B OJHOM dK3eMILJEIpe.

2.15. OCHOBHO¥1 COCTaBJIAOIIEN aJropuTMa HaxoXeHus MeauaHsl (pasgent 2.4)
ABJIIETCA Mpoleaypa SPLIT, KOTOpas MOJlydyaeT Ha BXOJ MACCUB S U 3JIEeMEHT V U
JeJIUT 3JIeMEeHThl MacCHBa Ha TPU YacTH: MEHbIIIME V, paBHbIE V 1 Gosbiue v. I1o-
KaxuTe, KakK cJleJlaTh 3TO Ha ToM ke MecTe (in place), To ecTh He BbIAESAA TaMATU
0[] HOBBIII MaCCUB.

2.16. Jan GeckoHeuHbIii MaccuB A[:], epBbie 11 3JIEMEHTOB KOTOPOTO COZEPXAT
BO3pacTalollyio0 I0CJie[JoBaTeIbHOCTh LIeJIbIX YKcesl, a AaJibllle CTOUT 00. 3Haue-
HUe n He faHo. IlocTpoliTe aJropuTM, KOTOPBIH MOJlydaeT Ha BXO[ L{eJIoe YHCJIO X
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Y HaXOMWT 3TO X B MacCCHBE — UJI1 TOBOPUT, UTO TaM ero HeT, 3a Bpems O(log n).
(Ecym Bac cMmymiaeT TOT ¢GakT, YTO MaccuB 6eckoHeueH, MOXHO IIPeICTaBJIATh cebe
MaccyB HeN3BEeCTHOM JUIMHBI n ¥ QYHKIMIO, KOTOpasA Ipu 00pallleHnH K 3JleMeHTy
C HOMepOoM i > n BO3BpalllaeT 00.)

2.17. B maccuBe A[1...n] 3amucaHa Bo3pacTawmias MoC/ie0BaTebHOCTh I[EJIbIX
yucesi. [locTpoiiTe aJropyuT™M TUIA «pa3fdeliAil U BJIACTBYL», KOTOPHIN IIPOBEPSIET,
CyIlleCTBYeT JIM TaKOI MHAEKC i, uTo A[i] =1.

2.18. PaccMoTpuM 3ajady MpOBepKU MPUHAJIEXKHOCTU 3JIeMEeHTa X 3aJaHHOMY
ynopsinouyeHHOMY MaccuBy A[ 1...n]. Takas 3ajjaua pemaeTcs ABOMYHBIM TOMCKOM
3a Bpems O(log n). ITokaxure, 4TO JHOOOM aJTOPUTM, peIlAlIUI 3Ty 33734y, B
HEKOTOPHIX ciiyvyasax uutaeT 2(log n) sieMeHTOB 3TOr0 MaccuBa.

2.19. Cruanue k maccugos. omycTUM, Yy HAaC eCTh k YIOPAJOYEHHBIX MacCCHUBOB
pasMepa n 1 Mbl XOTHUM IOJIyYUTh M3 HUX OJWH YNOPsA0UYeHHBbINI MacCcUB pa3Me-
pa kn.

(a) Cpa3sy npuxoguT B roJIOBY CJeAylolljasg WAesA: NpU MOMOIIU NpOLieAyphl
MERGE u3 pasfiesa 2.3 coylbéM CHavasa [epBhle [BAa MAacCHBa, pe3ysbTaT COJIbEM
C TPETbUM, IOTOM C YeTBEPTHIM U TaK fajiee. KakoBo Bpems pabOThl TAKOTO ajro-
put™Ma (kak pyHKIMsA oT k 11 n)?

(b) ITocTpoiite 60siee 3DHEKTUBHBIN aJTOPUTM, UCITOJB3YSI METO/] «Pa3 eIl
Y BJIACTBYI».

2.20. TlokaxwuTe, KaK YIOPANOYNTh MacCuB IieJbIx umces x[1...n] 3a Bpems

O(n+ M), rme M = max x; — min X;. Jlyi1 HeGosbmux M 3TO JaéT JMHEHHOe Bpe-
1 1

Ms1. [ToueMy B JaHHOM cJlyyae HelprMeHNMa HIXKH:AA orjeHka 2(n log n)?

2.21. CpedHee apugmemuueckoe u MeduaHda. B craTUCTHKe MHOT/]Aa HY’KHO OIKICATh

MHOX€ECTBO HabJI0JAeMBIX 3HAYEHUN {X1, X5, ..., X,} € R ogHuM umcyiom. Yacto

B KayeCTBE TAKOT'O YKCJA BHIOMpaeTcs MequaHa (4, WM cpeJHee apudMeTrye-
CKOe U,.

(a) Iokaxwure, YTO Me/piaHa ABJSIETCA 3HAYEHUEM TapamMeTpa (i, KOTOpoe MU-
HUMU3UPYET CyMMY
D=l
i

JIJ1s1 IPOCTOTBI MOXHO CUMTaTh, uTO n HeuéTHO. ([Toackaska: Kak meHsercs sta
cyMMa C U3MeHeHUeM (4? KOTja OHa pacTéT, a Korja yOsIBaeT?)

(b) TlokaxwuTe, uTO cpeqHee apudMeTUUECKOE MUHUMU3UPYET QYHKITUIO
2 G =)
i

JlokazaTb 3TO MOXHO, HaiiAd MUHUMYM 3TOH QyHKI[UY (KBaJpaTHOI'O TPEXUeHa)
1 npeobpa3oBaB €€ K BUIy

Z (x; —p)P= Z (x; — p)* + nlp — o)
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BupmHo, uTO cpemHee apudmMeTUYecKoe U, «mTpadyeT» TOUKU, JAJIEKVe OT U,
ropaszio cujibHee, yeM (4;. To ecTpb U, B GOJbIIel cTeneHy 3a00TUTCA O JAJIEKUX
HabJroJaeMbIX 3HaUeHUAX. B pesysbTaTe Bcero HeckoJbKO HaO/IOAeHUH, CUJIbHO
OTKJIOHAIOIINXCA OT CpefHero, MOryT CUJIbHO U3MEHUTh U,. [loaToMy w, uHOrga
cunTtaeTrcs 6oJjiee pa3yMHBIM CTaTHUCTUYECKUM OlMcaHueM Habopa HaOJmoOeHUl,
4eM U,. Jpyras KpanHOCTb — 3TO [, ONpeJiesieMoe KaK 3HaueHue (i, MUHHUMMU-
3upylolijee BbIpaxxeHue

max |x; — ul.
1

(c) TlokaxwuTe, 9TO U, MOXET OBITh BRIYKCJIEHO 3a BpeMsi O(n) (cuurtaem, 4To
X; HOCTATOYHO MaJbl, TAK YTO OCHOBHHEIE apr(pMeTHIeCcKHe ollepanuy ¢ HUMU IPo-
V3BOJATCA 32 OAWH IIar).

2.22. Jla"b! iBa yIOpsAAOYEHHBIX MaccrBa pasMepa m u n. [locTpoiitTe amropuTm,
HaXOJAMUH k-¥i 110 BeJMUYMHE 3JileMeHT B 00beJMHEHNN 3TUX MAaCCHUBOB 33 BpeM:
O(log(m + n)).

2.23. TIpedcmasumesiem GomwuHcmaea (majority element) B maccuBe A[1...n]
Ha3bIBAETCsA 3JIEMEHT, paBHBIE KOTOPOMY COCTaBJHIIOT B MaccHUBe OOJIBIIMHCTBO.
[TocTpoiiTe aJrOPUTM, HAXOJALIME TaKO¥ 3JIEMEHT (eCJIM OH €CTh; eCJ HET, aJIro-
PUTM MOXeT JieJIaTh 4TO YroaHo). Ha aseMeHTax MaccuBa He 3aJaH NOPSOK, I0-
3TOMY 3ampockl Tuna «A[i] > A[j]?» 3anpemensi. ([IpezcTaBbTe cebe, HAIPUMeEp,
MaccuB KapTUHOK.) OHaKO pa3pelieHs! 3ampock! Thna «A[i] =A[j]?», oTBeTH Ha
KOTOpHIe fJaiTces 3a Bpemst O(1).

(a) TlokaxwuTe, KaK pemuTh Takywo 3aaauy 3a Bpems O(n log n). (Iloackaska:
pas3beiiTe MaccuB Ha ABe MOJIOBUHBI. Ecym OBl BBl 3HAJM IpejCcTaBUTENIEH 6OJIb-
IIMHCTBA B 00euX MOJIOBUHAX, MOTJIM OBl BBl OBICTPO HAUTU Mpe/CTaBUTES 60JIb-
HIMHCTBA B MCXOAHOM Maccue? Ecim fa, To MOXHO BOCHOJIb30BaThCA METOAOM
«pazfeJiiii U BJIACTBYI».)

(b) Temepws mocTpoiiTe JMHEHHBIN ayroputM. (IToAcKasKa: ONUIIEM JpPYToOu
MOXOJ, OCHOBAHHBIN Ha MeTOJle «pa3fesiiii U BJIACTBYI». Pa306bEM 3JieMeHTHI
MaccyBa Ha Haphl MPOM3BOJIbHEIM o6paszoM. [ Kax ol u3 n/2 map: ecau oba
3JIEMEHTHl PaBHbI, TO BHIKMHEM OJWH W3 HUX, €CJIM € PAa3JIMYHbI, TO BHIKMHEM
o6a. IMokaxwuTe, YTO MOCJIE TAKOH ONepaIfuy OCTaHeTCst He GoJblie n/2 sJieMeH-
TOB U MpeJicTaBUTesh OOJBIINMHCTBA COXPAHUTCA, ecJii OH ObLL Bripouewm, To Xxe
HabJmoieHe MOXHO UCIO0JIb30BaTh U 6oJiee MPOCTHIM 00pa3oM, NOJAAepXUBasi UH-
BapHaHT «MCKOMBI 3JIeMEHT SIBJIAeTCA MpecTaBUTesleM OOJIbIINMHCTBA B MaCCHBE
Alk...n], IONOJHEHHOM p KONUAMU 3jieMeHTa A[q]» 1 yBesmuuBas k.)

2.24. Ha c. 59 npuBefieHa obmas ujes aropyurMa ObICTPOI COPTHPOBKU.

(a) HanumuTe 1ceBAOKO/ 3TOTO aJTOpUTMA.

(b) HokaxwuTe, 4TO BpeMsA pabOTH ajlrOpUTMa B XyouleMm Cjiyide Ha MAacCCHUBE
pasmepa n ectb ©(n?).

(c) HoxaxuTe, 4TO MaTeMaTH4eCKoe OXHUAaHUE BpeMeHU paboThl aTOpUTMa
(ycpenHeHMe o BceM BapraHTaM BIOOpA 3JIEMEHTOB JI1 CPaBHEHUsA) Ha JEOO0M
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BXOJle pa3Mepa n yA0BJeTBOPAET PeKyPPeHTHOMY COOTHOIIEHUIO
1 n
T(n)<O0(n) + ; le (T(i— 1)+ T(n—1))
=

Y 4TO pellleHreM JaHHOro COOTHoIneHus sBisieTcss O(n log n).

2.25. B pazpesie 2.1 mpuBe€H aJTOPUTM, NepEMHOXAIIUN ABa n-OUTOBBIX
yucsa x 1 y 3a Bpemsa O(n?), rme a = log, 3. Ha30BéM [maHHBIN aropuTM
FASTMULTIPLY (X, ).

(a) ITycTb MBI XOTUIM HaWTH ABOUYHOE MPeACTaBJIEHUE JECATUYHOTO yrcya 10"
(emrHuIA U n HyJel). BygeM cuuTaTh, YTO h — CTeNeHb ABOUKU. PaccMoTpuM Ta-
KOH aJITOpUTM:

dymaxmma PWR2BIN(n)

eciu n=1: Bepuyrs 1010,
nHaYe:

z=...

BepuyTh FASTMULTIPLY(Z, 2)

BrouinTe HEAOCTAIOIIYI0 CTPOUYKY MCEBAOKOA. 3alUIINTE PEKYPPEHTHOE CO-
OTHOLIIEHUE Ha BpeMs pabOThl aJTOPUTMA U PELIKTE €T0.

(b) IlycTh Temepb MBI XOTHM [I€PEBECTH IPOU3BOJILHOE JECATUYHOE YUCTIO X,
B 3amuMcy KOToporo n uudp (n — cremneHs ABONKHU), B JBOUYHYI0 CUCTEMY CUHCJIE-
HUA. AJTOPUTM NPUBEAEH HUXE.

dymxmma DEC2BIN(x)

ecim n=1: BepHyTh binary[x]

nHade:
pasmenwTb X Ha OBA LECATHYHHX 4UCIa Xy, Xg u3 N/2 mabp
BEDHYTE ...

MaccuB binary[-] comepXuT 3apaHee BBIYHMCJIEHHBIE ABOWYHBIE IIpefCTaBJie-
HUA [eCATUYHBIX IUOP; JOCTYyN K JEOOOMY 3JIeMEeHTY 3TOro MaccuBa TpelyeT Bpe-
menu O(1).

Kak u B npenpiayiieM ynpaxHeHUH, JONUIINTe IICEeBAOKO/, 3alUIINTe PeKyp-
PEHTHOe COOTHOIIIeHHe U PelInTe ero.

2.26. IIpogeccop O. II. PomeTuuBhIli yTBEepXAaeT, YTO BO3BeeHNEe Nn-OMTOBOTO
4ncia B KBaJjpat npoiie, 4eM yMHOXeHHe JIBYX n-OUTOBHIX uniceJ (B TOM CMEICJIe,
YTO JIIsl BO3BEAEHUSA B KBAJPAT €CTh aCUMIITOTHYECKU O0Jiee ObICTPHIN aJIrOPUTM).
CTout /11 eMy BepUTh?

2.27. Keadpamom (square) MaTpHI[bl A Ha3pIBaeTcsA Mpou3BeieHUe e€ Ha cebs, To
ecTb AA.

(a) IokaxwuTe, 4TO AJ1A BEIYMCJIEHNA KBa[jpaTa MaTpUIlbl pa3mepa 2 X 2 fjocta-
TOYHO MATU YMHOXEHUH YKCeJL
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(b) Haiimute ommoOKy B MPUBEEHHOM HIUXe aJTOPUTMeE BBIUMCJIEHUs KBapa-
Ta MaTPUIIBI pa3Mepa n X n:

JetictByeM kak B ayroputMme IllTpacceHa, HO Tenepb BMECTO 7 PEKYPCUB-
HBIX BEI30BOB HYXHO JIMIITh 5, TOCKOJIbKY MbI IEPEMHOXKaeM He [IBe pa3jiy-
Hble MaTpPUIBL, a IBe OAUHAKOBBIE (CM. MpeApIAyIINi YHKT); U3 OCHOBHOM
TeopeMEI CJIeflyeT, 4To ero BpeMs paboThl 6ymet O(n'°8:°),

(c) Ha camoM feJjie, BBIYMCJIEHHE KBajpaTa MaTPUIbl 1 HE MOXET ObITh Jier-
ye, 4YeM BBIYMCJIEHNE [TPOM3BENEHNUsL: ec (N X 1)-MaTPUIlbl MOXHO BO3BOAUTDH B
kBajpar 3a Bpemsa S(n) = O(n®), To u mpou3BoJbHbBIE ABE (N X N)-MaTPULIBI MOX-
HO MEPEMHOXUTD 3a BpeMst O(n°). [IokaxuTe 3T0, pACCMOTPEB KBApaT MaTPUILIbI

0 X
{Y O] , rae X U Y —MaTpulbl pasMepa n X n.

2.28. Mampuywst Adamapa (Hadamard matrices) Hy, H;, H,, ... onpeneiaoTca
CJIeAYIOLIM 06pa3oM:

+ H,—Marpuna pa3Mepa 1 x 1, cocTosias U3 oqHOH eAMHULIEL.
« Ilpu k > 0 matpuna H;, nMeeT pazmep 2k x 2k n OIpefesIAeT s Kak

Hy

TTokaXxuTe, 4TO JI1 BEKTOp-cTOJONna v umHH n = 2K npousenenue H Y MOXeT
ObITh BEIUKCIJIEHO 3a Bpems O(n log n). Cunrtaem, 4TO pasmMep UCIIOJb3YEMBIX YMCET
MO3BOJIIET TPOM3BOAUTH OCHOBHEIE aprMeTHYecKre ollepaliy ¢ HUMU 3a OJJH
mIar.

2.29. Mbl XOTUM BHIYHC/IATh 3HAYeHHe MHorouseHa p(x) = ay + a;x + ayx? + ...
...+ a,x" B TOUKE X.

(a) TlokaxwuTe, 4TO CJeAyIOUIWI aJTOPUTM, MU3BECTHHIN Kak cxema [opHepa
(Horner’s rule), mpaBUbHO BHIYKCIIAET 3HaUeHUeE z = p(x):
Z<—a,
mig i or n—1 mo O:
z2 —2Xx +q;
BEPHYTb Z

(b) Ckospko apudMeTHUecKUX ONepanuil MPOWU3BOAUT JAHHBIN aJTOpUTM?
MoxeTe Ji1 BBl yKa3aTb MHOTOWJIEH, JJII KOTOPOTO eCTh OoJiee OBICTPHIM CIIOCO0
BBIUKCJIEHUS 3HAYEHUs B IPOU3BOJILHON TOUKe?

2.30. B gaHHOM yInpakHeHUM IOKa3blBaeTcs, KaK BBIUMCJATh NpeoOpa3oBaHue
®ypse (I1D) B apudmMeTrKe cpaBHEHUI, HaIpyUMep, 10 MOIYJI0 7.

(a) CymecTByeT Takoe w, 4TO BCE CTENEeHH w, w2, ..., w® pasymunsl (110 Mo-

nyymo 7). Haliure Takoe w U MOKaXHTe, 4TO & + w? + ...+ w®=0. (OrMeTHM
TaKXe, YTO TAKOE YHCJIO CYIIEeCTBYeT [T JTOOOro MpOCTOro MOAYJIA.)
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(b) Hafigute npeo6pasosanuie ®ypbe BekTopa (0, 1,1, 1,5, 2) mo mogysmo 7,
HCIOJIb3ysl MaTpU4HOe IIpeficTaBjieHNe, TO eCTb YMHOXbTe NaHHBII BEKTOp Ha
Mg(w) (U HadiieHHOTO paHee ). Bce MpoMeXyTOYHbIE BRIYHCTIEHUS TPOU3BO-
JUTe TI0 MOAYJIO 7.

(c) 3anumwuTe MaTpully obpaTtHoro npeo6pasopanus ®ypee. [lokaxure, 4yTO
[IpY YMHOXEHUHU Ha 3Ty MaTpULly NoJlyyaeTcsa UCXOAHBIN BekTop. (Kak u npex e,
BCe BBIYMCJIEHUS JOJDKHBI TPOU3BOAUTHCA 110 MOAYJHO 7.)

(d) TlepeMHOXbTE MHOTOUJIEHBI PHx+1luxP+2x—1 npu nomoiuu I1d no
MoAyJIo 7.

2.31. B pasgene 1.2.3 Mbl NO3HAKOMUJIVICh C aTOPUTMOM EBKJMJa AJ11 BBIUUCIIE-
HUA Haubosbuiero obuero gemTtesst (HO/) ABYX MOOXUTESBHBIX IeJIbIX YHCeJL
PacemoTtpum asroputMm BerunciieHns HOJJ, ocHOBaHHBIN Ha MeTOAe «pasfesiiil 1
BJIACTBY».

(a) Hoxaxwure, 4TO

2HO[(a/2, b/2), ecsm a U b 4éTHHI,
HOM(a, b)={ HOM(a, b/2), ecJIM a He4YéTHO, a b 4éTHO,
HOA((a — b)/2,b), ecimm au b HEYETHEL.

(b) TocTpotiTe arOpUTM, OCHOBAHHBIN HA 3TOM COOTHOILIEHHUM.

(c) Kakoii ayroput™m Oyzet OvicTpee 11 n-OUTOBBIX 4Yricesi a U b npu 60smb-
IIMX 3HAaUeHUAX n — Ball wm ayroputM EBkimina? (IlockoybKy n BeJMKO, Hesb3s
CUMTaTh, YTO OCHOBHEIE apudMeTHUecKUe ollepaliiy C YhcJIaMy IPOU3BOJATCA 3a
OJIVIH IIar.)

2.32. B maHHOM ympaxHEeHUM Mbl IOCTPOMM aJTOPUTM I TeOMeTpUuecKo 3a-
Jlau¥ 0 nape Oymucatiuiux mouex.

Bx00: CIIMCOK TOYEK Ha IJIOCKOCTHU

{pl :(xl’ yl)J P2 :(XZ: }’2), «ees Pn :(Xna yn)}

Boix00: mapa 6/IKaiiluX TOYeK, TO eCTh Takas mapa To4ek p; # p;, paccTo-
SIHUE MeX Ay KOTOPBIMU, BBIUHCIIIEMOE KaK

lp; —pjl= \/(xi —x;)*+ (i — ¥
MUHUMAaJbHO (cpeay Bcex map).

Bynewm 111 poCTOTH CUMTATD, UTO N €CTh CTeNeHb IBOMKU U UTO Bce abCLMCCH 1
OpJVIHATHI JAHHBIX TOYEK PA3JIIYHEI.
Huxe npuBeieHbI OCHOBHBIE HJIEW aJTOPUTMA.

 Haiiném Takoe x, 9TO POBHO 1A MOJIOBUHBI TOYEK X; < X Y POBHO [JIA MOJIOBU-
HBI TOYEK X; > X. Pa306bEM TOUKHM Ha COOTBETCTBYIOIIME IBA MHOXecTBa L U R.

+ PexypcrBHO HalIEM Mapsl OJPKANUIINX TOYEK OTAeBbHO B L u R. HazoBéMm Haii-
JIEHHBbIE TIapHl p;, q; € L U pg, qgr € R, a paccTogHuA MeXay HUMU d; U dy Co-
otBeTcTBeHHO. ITycTh d = min{d;, dg}.
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+ OcraéTcs IpOBepuUTh, CTh JIM B L TOUKA, pacCTOSIHUE OT KOTOPOH 0 HEKOTO-
po#t Touku u3 R MeHsie d. JIJi1 3TOro yAAJMIM U3 pacCMOTPEHMUs BCe TOYKH,
U KOTOPHIX |X; — X| > d, ¥ yHOPAAOYUM OCTaBIIMECS TOUKU T10 3HAYEHUAM Y .

+ Tenepb IPOHAEMCS IO YIIOPANOYEHHOMY CIHCKY U JUI1 KaX IO TOYKU BBIYLIC-
JIIM pacCTOsIHUE OT Heé J10 ceMU CIIeyI0UINX 3a Hell Tovyek. [lapy Takux Touek
C MUHMMAJIbHBIM PacCTOSHUEM Ha30BEM {py, qu}-

» OTBeTOM CYMTaEM HaW/y4mylo U3 1ap {py, 4.}, {Pr, 4} {Pm> qu}-
(a) TTokaxwuTe, 4TO JEOGO¥ KBafpaT pa3Mepa d X d Ha IJIOCKOCTU COAEPXKUT He
Oosiee 4eTHIPEX TOYEK U3 L.

(b) HdoxaxuTe KOPpeKTHOCTh ayroputMa. (CJIoXeH JMIIb CJlydai, KOrJa OfHa
13 TOYEK MCKOMOMU Naphl nonasa B L, a npyras—B R.)

(c) Hanumyre rceBAOKO/] aJTOPUTMA U TOKAXUTE, YTO BpeMs ero paboTHl yio-
BJIETBOPsIET COOTHOIIEHUIO

T(n)=2T (g) + O(nlog n).

JIOKaXXKTe, 4TO pellleHIeM COOTHouIeHuA apyerca O(n log? n).
(d) Kak ysyumTs aJropuTM, COKpaTuB Bpems pabotsi 1o O(n log n)?

2.33. Hdaubl Tpu (n X n)-marpuiisl A, B, C. Mbl XOTUM IIPOBEPUTH PABEHCTBO
AB = C. DTO MOXHO CAeJaTh 3a Bpems 0(n'°%27), Bocmosb30BaBIIKCH aJrOpUTMOM
HITpaccena. Ho ects u 60siee OBICTPHIN BEPOATHOCTHBIN aJTOPUTM [IJIA TaKOM IPO-
BEPKH.

(a) Ilyctp v — ciiyualiHBIN n-MepHBIH BEKTOp, KaXgasd KOMIIOHEHTa KOTOPOro
BBIGHPAETCs] pABHOBEPOSTHO M He3aBUCUMO 13 MHOXecTBa {0, 1}. Jlokaxure, 4T0
U1t JE060¥ HeHyJsieBO# (n X n)-MaTpuiibl M BepOATHOCTh TOro, yrto Mv = 0, He
Gosbire 1/2.

(b) Mokaxwure, uto P(ABv=Cv) < 1/2 nipu AB # C. Kak 1crosb30BaTh 3TO I
BEpPOATHOCTHOI IPOBEPKHU paBeHcTBa AB = C 3a Bpems O(n?)?

2.34. JluHeiiHaa 3-GblnosTHUMOCMb. 3afada 3-BBIIOJHUMOCTU ONMCAaHA B pasfe-
ne 8.1: pan Habop OU3BIOHKTOB C TpeMs NepeMeHHBIMU MW Hado y3HaTb, MO-
TyT J1 OHU OJHOBPEMEHHO OBITh MCTMHHBIMU JJI1 KaKOro-TO Habopa 3HaueHUi
True/False.

[TycTh OONOJHUTEIBHO U3BECTHO, 4TO ¢opmysa B 3-KH® ¢ n nepeMeHHBEIMU
o6J1ajaeT TaKUM CBOMCTBOM «JIOKAJIbHOCTU»: €CJIU llepeMeHHble C HOMepaMu i U j
BXOJAT B OJH AM3BIOHKT, TO |j — i| < 10. [TocTpoiiTe MHEHHBIN 10 BpeMeH!U aJi-
TOPUTM MPOBEPKU BHITIOJIHUMOCTH JII TAaKUX (GOPMYJL



I'masa 3
HexomMmmno3unusa rpa¢goB

3.1. OTkyna 6epyTtes rpadsi

MHorue BaxHbIe 337jauil Jierko GOopMyJMpyl0TcA Ha sA3bike rpados. Ilycts, Ha-
npuMep, Mbl XOTUM BBIOpaTh I[BET i1 KaXJ0U CTpaHBl Ha KapTe, IPU 3TOM CO-
ce OJDKHBI MMeETh pa3Hbie 1BeTa (MHave He OyJeT BHHA WX O0OIIasA rpaHu-
na). Kakoe MuHHMabHOE YMCJIO LIBETOB VI 3TOTO HYXHO? BuaHO, 4yTO KapTa
(puc. 3.1(a)) comepXXUT MHOTO JIMIIHETO: MOPS, PeK! U T. . JIOCTaTOYHO MOCTPO-
uthb rpad (puc. 3.1(b)), n306pas3uB KaxAyI0 CTpaHy GepuluHoli (B HaIlleM IpuMepe
1 — Bpa3umsi, 11 — ApreHTHHA U T. [I.) ¥ COEqUHUB cocefieil pebpom. Hano mokpa-
CUTH BCe BepIINHBI Ir'pada B MUHUMAJIbHOE YHMCJIO I[BETOB, IIPYU 3TOM KOHITBI KaX-
Joro pe6Gpa AODKHBL OBITh Pa3HOTO IIBETA.

Puc. 3.1 Kapta (a) u e€ rpad (b).

BPA3UNA

BONNBUA

OjHa 1 Ta xe MaTeMaTthdeckas GOpMy/MPOBKA BO3HUKAET B Pa3HBIX IPaKTU-
YyecKux 3ajavax. [IycTb, HampuMep, Mbl XOTUM Ha3HAYUTh AATH IK3aMEHOB TaK,
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yTOOB HUKOMY He Hazo OBLJIO cJaBaTh ABA dK3aMeHa B OOUH JeHb, U NPU 3TOM
XOTHUM 3aHSTh IIOMeHbIIle AHel. 3aBeléM BepIlINHY I KaXOO0ro 3K3aMeHa U Co-
eIIVHUM JiBe BePIUINHB pebpoM, ecu XOTA Obl OAMH CTYIeHT cAaéT oba dK3aMeHa.
Packpacus rpa® B MHHUMAaJIbHOE YHCJIO LIBETOB, MOJyYUM ONTUMAJIbHOE pacIu-
caHue (9K3aMeHBl OJHOTO LIBeTa Ha3HAYalTCA Ha OJUH JeHb).

B aT0}1 I71aBe MBI pacCMOTPUM HEKOTOpEIe 6a30Bble aJlOPUTMEI, CBA3AHHBIE C
pa3buenuem rpada Ha yactu. HauHéM c onpenesieHUA.

I'pad 3amaércsa MHOXeCTBOM BepIIMH V 1 MHOXecTBOM pébep E, coequHsIO-
MUX Haphl BepIrH. (AHT/MIiCKasA TEPMUHOJIOTHA: BeplilHA Ha3blBaeTcs vertex
i node, a pe6po — edge.)

B npumepe ¢ kaprtoit V = {1, 2, 3, ..., 13}, a péOpa u3 E cOeqUHSIOT CTPAHHI,
rpaHyyvaniye Opyr ¢ apyroMm (B yactHocTH, E comepxut pébpa {1, 2}, {9,11} u
{7, 13}). OTHOIEHME «OBITh COCENOM» CUMMETPHUYHO, TaK YTO pe6po U3 X B y BO3-
HUKaeT OJJHOBPEMEHHO ¢ pebpoM u3 y B x. [10o3ToMy MBI 3anuchiBaeM pebpo, co-
eMHAIOIIEE X C Y, KaK MHOXeCTBO: {x, y}. Takue pébpa Ha3bIBalOTCA HEOpUEHMU-
posaxHumu (undirected), a cOOTBETCTBYIOLIME I'pad — HeOpUEeHMUPOBAHHBLM epa-
¢om (undirected graph).

BHIBAIOT 1 HECUMMETPUYHbIE OTHOLIEHNSA, U UX U300paxarT OpUeHMUPOBAH-
Howmu pébpamu (directed edges). B opreHTHpOBaHHOM rpade Haymuue pebpa us x
B y He rapaHTypyeT Haymune pebpa u3 y B x. OprueHTUPOBaHHOE peGpo U3 X B ¥
6ynmem o6o3HavaTh (x, y). MOXHO cuMTaTh «BCEMUPHYIO HayTuHy» (World Wide
Web) opueHTHpOBaHHHM rpadoM: U3 BEPIIUHBI U UAET OPUEHTUPOBAHHOE ped-
PO B BEPUINHY V, €CJIM HA CTPAHMUIIE U eCTh CChIJIKA Ha CTpaHuILy v. B atom rpade
MUJUTMapApl BEpIIMH U p€bep, Tak YTO aJTOPUTMEI, ¢ HUM paboTaiue, JODKHBI
OBITh OBICTPHIMU (K CYACTBIO, TaKue aJTOPUTMBI €CThb — MHOI'0e MOXHO CeJiaTh
3a JIMHeIHOoe BpeMs:).

3.1.1. IIpencraBisieHue rpada

Paccmorpum rpad ¢ n = |V| BepumHamu vy, ..., v,. Ero mampuyeti cmedxcHocmu
(adjacency matrix) HaspiBaeTcs (n X n)-MaTpuiia d, B KOTOPOU

0= 1, ec/m ects pebpo U3 v; B v,

0 B IPOTHMBHOM CJIly4ae.

Marpuria cMeXXHOCTU HEOPHEHTHPOBAHHOI O I'pada, TakuM 06pa3oM, CHMMeTpUY-
Ha. B TakoM mpeicTaBeHUY Mbl MoXeM 3a Bpems O(1) mpoBepuTh, COeAUHEHHI JT
JaHHbIe BepIIMHB peOpoM (MOCMOTpeB Ha OAWH 3JIeMeHT MaccuBa). B To ke Bpe-
Ms XpaHeHHe MaTpHIibl TpebyeT namaTu O(n?), 4To BO MHOTUX CJly4asx He3Ko-
HOMHO. AJIbTEpHAaTUBHOE IMpeJICTaBJieHue — cnucok cmedxcHocmu (adjacency list).
TpebyeMas Ipu 5TOM NaMATh NPONOPLMOHAIBHA pa3Mepy rpada (cymMme yucia
BepIINH U yucyia pébep). DJleMeHTaMU CIMCKA CMEXHOCTU SBJIAIOTCS CBA3HBIE
CIVCKH, IO OHOMY AJI1 KaXX 10U BepIIHHbI rpada. [Jii BepIIrHE U B TAKOM CITHC-
Ke XpaHATCA BEePILIVHBI, B KOTOpble BelyT pébpa U3 U, TO eCThb BEPLIUHH V, A
KOTOpHIX (U, v) € E. JIy1s1 opreHTUPOBaHHOTO rpada Kaxjjoe pe6po BXOJUT TOJIb-
KO B OJIMH U3 3TUX CIUCKOB (i1 HaYaIbHOUM BEPIINUHBI), a JIJI1 HEOPUEeHTHUPOBAaH-
Horo B ABa (/11 AByX KOHIIOB pe6pa). Crcok CMeXHOCTH, TaKUM 00pa3oM, Tpe-
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Mannua CMEXHOCTH UJIM CIIUCOK CMEXHOCTHU?

Yo siyumne? OTBET 3aBUCUT OT OTHOIIEHWA MEX Iy YMCJIOM BepuiuH |V | u umc-
JioM péGep |E|. 3ameTnm, uTo |E| MOXeET GBITh JOBOJILHO MaJibiM — Hopsaaka |V |
(ecm |E| cuyibHO MeHbIte |V |, To rpad yxe BBIPOX JEHHBIN — B YaCTHOCTHU, CO-
JEPXUT U30JMPOBaHHBIEe BepHInHEI). WM Xe JOBOJIBHO GOJBIIIIM — IOPSIKA
|V|? (ecrm rpad cofiepXuT Bce BO3MOXHbIe pé6pa). I'padbl ¢ 60/LIINM YKUCJIOM
péGep HazpBalOT nyiomHsiMu (dense), ¢ MaJibIM — paspediceHHbIMU (Sparse).

Bri6upas aaropuTM, OJIe3HO MOHUMATh, ¢ KaKUMU rpadamy eMy B OCHOBHOM
IpUAETCA UMeTh AeJio. BaXXHO 5TO 1 IpyU XpaHEHUU: eCJIM XpaHUTh Beb-rpad, B
KOTOpOM 0oJbllle BOCbMU MIJUIMAPAOB BEPIINH, B B MaTPULIBI CMEXHOCTH,
TO 3aHHUMAaTh OHA OYyAeT MUJUTUOHbL mepadaiimos, YTo CPaBHUMO C OOIIeN éM-
KOCTBIO BCEX XXECTKUX [IMCKOB B Mupe. 1 masbiiie, ckopee BCero, OyZeT TOJIbKO
XyXe (MaTpuIla MOXeT pacTu OpIcTpee, YeM IIPOU3BOACTBO AVICKOB).

A BoT XpaHuth rpad UHTEpHEeTa B BHJE CIKCKA CMEXHOCTH BIIOJIHE pasyM-
HO, [NOCKOJIbKY XPaHUTh HYXHO HECKOJIbKO AeCATKOB MIJUIMApHOB I'MIIEPCCHI-
JIOK, KaxkJjasA 13 KOTOPhIX OyJeT 3aHNMAaTh B CIMCKe BCEro HeCcKoJbKO 6aliToB, U
TAKOro pasMepa AMCK IIOMEeCTUTCA B KapMaH. Takas pasHuIla IPOHUCXOOUT U3-3a
TOro, 4yto rpad MHTepHeTa OueHb pa3peXeH: CTpaHHUIla COHAEPXHUT B CpedHEeM
Iapy AeCATKOB CChIJIOK Ha ApyTrHve CTPAHUIIbI — 13 HeCKOJIbKUX MUJUTMapA0B BO3-
MOXHBIX.

oyer namsatu O(|V| + |E|). IIpoBepka Haymuusa peGpa (u, v) Tenepb TpeGyeT mpo-
CMOTpa CITUCKA BEPUIMHHI U (UTO MOXeT GhITh 60sbine O(1) maros). 3aTo B 3TOM
Mpe/ICTaBJIeHUH JIETKO MIPOCMOTPETh BCEX COce/lell 3aJaHHON BePIIUHBI (YTO 4Ya-
cTo 6piBaeT HeoOx0aMMO). CIIMCOK CMEXHOCTH [Ji1 HEOPHUEeHTUPOBAHHOTO rpada
cuMMeTpuueH (ecyi U COJIEPXXUTCA B CIMCKe I V, TO U V COAEPXUTCS B CIHCKe
JIUTA 1).

3.2. Tlouck B IIIlyOMHY B HEOPHUEHTHUPOBAHHBIX rpadax

3.2.1. IIpoxoxxaeHue JAOUPUHTOB

IMouck B riyouny (depth-first search) oTBevaet Ha Bompoc: kKakue yactu rpada
JOCTIXXHMEBI U3 3aJaHHOM BepIIMHBEI? JTO MOX0Xe Ha 3a7ady 06xoaa JabupuHTa:
rMesi rpad Kak CIKCOK CMeXHOCTH, MBI B KaXK /10U BepIINHE «BUM» eé cocelieil —
Kak B JIAOUPUHTE, TJie MBI BUAUM COCeHIE TToMelreHus (puc. 3.2) 1 MoXeM B HUX
neperitu. Ho eci Mb1 GyieM 3TO fesiaTh 6€3 MpoAyMaHHOTO IJIaHa, TO MOXEM XO-
JUThb KpyraMy, a B KaKkylo-TO 4acTb TaK M He IONacTb.

O60i1TH TAOUPUHT MOXXHO C ITIOMOIIIBIO KJIyOKa HUTOK (3aKpenuB KOHel| HUTKU
B ICXOAHOM TOUKe 1 HOCA KJIyOOK ¢ COOO0M, MBI BCETja CMOXeM BEpPHYThCA) U MeJia
(4TOOBI OTMeEUaTh, TJe MBI ke ObLIIM, U He XOOUTh Tyja elé pa3). [IpumepHo Tak
xe paboTaeT aJTOpUTM IMOUCKA B TJIyOMHY. UTOOB XpaHUTh OMETKH, I KX JON
BEpIIMHBI OyJileM XpaHUTh OUT, MOKA3bIBAIOIINE, OBLIIA MBI B 3TOU BepIINHE W1
HeT. KilyboK HUTOK MOXHO OBLJIO OB 3aMeHUTh cmekom (1 B HOBBIH KOPUJOP,
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Puc. 3.2. JIabupuHT u ero rpad.

B @G F —
T ]

e‘@e ee‘a — =
| &N r

®—@ AﬁﬁDJ

MBI fo0aBJIAeM ero B CTeK, a BO3Bpaliasch o0paTHo, 3abupaeM), HO B HallleM aJi-
roputMe (puc. 3.3) MBI BMECTO ABHOTO CTEKa KCIIOJb3yeM PeKyPCHIO. !

B Hamem a;roputMe ykazaHo Takxke MeCTo i nporieqyp PREVISIT u POSTVISIT
(BBI3BIBAEMBIX [I0 U MIOCJIe 00pabOTKYM BEPIIUHBI); Mbl YBUAUM JaJiblile, 3a4eM 3TO
MoOXeT OBITh II0JIe3HO.

Puc. 3.3. HaxoxgeHue BceX BEPIINH, JOCTIXXUMBIX U3 JAHHOM.

nponenypa EXPLORE (V)
{Bxoz: Bepmuma v rpapa G=(V,E).}
{Bsixom: visited[u] =true s Bcex BepumMH U, LOCTUKUMHX U3 V.}
visited[v] < true
PREVISIT(V)
nns xaxmoro pebpa (v,u)€E:
ecmu visited[u] =false: EXPLORE(u)
POSTVISIT (V)

A noxka HyXHO yoeuThcs, 4TO Mpolie/lypa EXPLORE koppekTHa. fICHO, 4TO OHa
00XOUT TOJIbKO JOCTHMXHKMEIE U3 V BEpIIMHEI, IOCKOJIbKY Ha KaXJJOM IIare oHa
IepexoauT OT BepIIMHEI K e€ cocey. Ho 00XoauT /M OHa Gce Takue BepIIMHBI?
JlonmycTuM, 9TO HamIach JOCTHXKKMMAsA U3 V BepLIWHA U, 10 KOTOpol EXPLORE mo-
yeMy-To He fjobpasiack. PaccMoTpum Toraa kakon-HuOy b IyTh 13 v B u. [IycTb 2 —
IocjejHAA BepIIrHa 3TOro IyTH, KOTOPYIO IoceTusa npolenypa EXPLORE (cama
BepIIVHA V, eCcJ1 Jpyrux HeT), a W — cJle[lylollas cpa3y 3a z BeplIMHA Ha 3TOM

MyTH:

1310t ayropuT™ (Kak ¥ MHOTHeE Apyrue) MbI M3JjaraeM Uil OpHeHTHPOBAHHEIX IrpadoB; 4TOOB
KCIIOJIb30BaTh €ro Jjii HEOPHEeHTHPOBAHHbIX, HA/I0 NMPEJCTaBUTh HEOPHEHTHPOBaHHOe pebpo {x, y}
mapoit opueHTHUpOBaHHbIX (X, y) u (¥, x).
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BeixouT, UTO BEpIINHY Z NIpolieflypa oceTwIa, a BepuMHy w — HeT. Ho Tak ObITh
He MOXET: Be[lb COCTOSBIINMEICSA BhI30B EXPLORE(2) A0JDKeH ObLI epebpaTh Beex
cocenie z.

(YrouHeHue: HayaJIbHBIN BBI3OB mpoledyphl EXPLORE (V) mpeAmnosiaraet, YyTo
visited[u] = false [JIg BCeX BEPIUIVH U; B MPOTUBHOM cJlydae oHa oGpaboTraer
Jmmb 4acTh rpada, rae 3To OBLJIO Tak.)

Ha puc. 3.4 nokasaH BbI30B EXPLORE [IUI1 paCCMOTPEHHOTO paHee rpada u Bep-
muHE A. CuuTaeM, 4TO cocey BepIINHHI nepebuparTcs B aapaBUTHOM NOpPAL-
ke. CIIJIONIHBIMYA HapHCOBaHbl pé0pa, KOTOphle BelyT B paHee He BCTpevyaBlInecs
BepurHbL. Hanpumep, korga nponenypa EXPLORE Haxo[ujach B BeplInHe B, oHa
npotsa 1no pe6py B-E, u, NocKoJbKY B E oHa 10 3TOro He 6bIBajia, OBLI IPOU3-
BeI€H BbI30B EXPLORE i E. CrulolHele pé6pa o6pasyloT JiepeBo (CBA3HBIH rpad
6e3 IUKJIOB) U MO3TOMY Ha3bIBAalOTCA OpedecHbLMu pébpamu (tree edges). ITyHK-
THpHBIE XXe péOpa BeAyT B BepIIMHEI, KOTOphle y)XXe BCTpeuasmch. Takue pébpa
HazpiBaTcA obpamusimu (back edges).

Puc. 3.4. PesysbTat Bei30Ba EXPLORE(A) mwt rpada ¢ puc. 3.2.

3.2.2. Ilouck B rIlyOuHY

[Tporienypa EXPLORE 06X0IUT BCe BEPIINHBI, JOCTHXXUMBIE U3 JaHHOU. J[J1s1 06Xx0/5a
Bcero rpada ajJropuTM noucka @ eyirybuHy (puc. 3.5) mocjeoBaTeIbHO BbI3HIBAET
EXPLORE /14 BCceX BepIIMH (IMpoIycKas yXe MOoCeléHHbIE).

Puc. 3.5. [Touck B riiyOuHy.

nporexnypa DFS(G)
I1s BCceX BepmmH VEV:
visited[v] < false

IO BCeX BepumH VEV:
ecmm visited[v] =false: EXPLORE(V)




88 [nasa 3. lekomnosuyus epagos

Cpasy e oTMeTHM, UTo IIpolieypa EXPLORE BhI3bIBaeTCA JjIAd KaXK 10K BeplI-
HBI POBHO OJJMH pa3 OJiarofjaps MaccuBy visited (moMmeTku B jjabupunTe). CKOJIb-
KO BpeMeHH yXO[MT Ha 00paboTKy BepminHb? OHa BKJIOYaeT B cebs:

1) O(1)-oneparuu: MoMeTKa BEPIIMHBI, a TAKX€e BbI30BbI PREVISIT v POSTVISIT
(MBI HE YUYUTHIBAEM BPEMsA BHYTPU 3TUX BHI30BOB);

2) nepebop coceieii.

OO1riee BpeMsA 3aBUCUT OT BEPINUHBI, HO MOXHO OI[€HUTb KOJIMYECTBO OIle-
pauuii i Bcex BepuinH BMecTe. OOIjee KoMyecTBO onepanuii Ha mare 1 ecThb
O(|V]). Ha mare 2 (6yaeM roBOpUTh 0 HEOPHUEHTHPOBAHHOM I'pade) Kaxoe ped-
po {x, y} € E npocmaTpuBaeTcsi poBHO 08a pasa: Ipu BhI3oBax EXPLORE(x) u
EXPLORE(y ). OGIee Bpems paGoTHI Ha Iare 2, TakuM o6pasom, ectb O(|E|). B me-
JioM BpeMsi pa6oTH moucka B riyouny ectb O(|V| + |E|), To ecTh JmHelHO. 3a
MeHbIIlee BpeMsA MBI He ycIeeM Jjaxe Npo4YecTb Bce BepIIMHBL U pébpal

Ha puc. 3.6 noka3zaH nouck B Ijiy0MHYy Ha rpade c ABeHaAlaThl0 BeplIMHA-
MU (He obpaialiTe moka BHUMaHMA Ha Maphsl yrces). OnATh cuuTaeM, YTO cocequ
nepebupanTcs B ajhaBUTHOM MOpsiaKe. Bo BHelTHeM IMKJie poueaypa EXPLORE
BBI3BIBAETCS TPYIX ARl — 11 BepiiuH A, C u F. PesybTaToM siBJisieTcs Jiec (forest)
13 TPEX AepPEBbEB C KOPHAMM B 3THX BEPIIMHAX.

Puc. 3.6. (a) I'pad Ha nBeHaaaTy BepmuHax. (b) Jlec, HOCTPOEHHBIH TOMCKOM B IJIyOHHY.

i
@ ®
gao

3.2.3. CBsA3HBIE HEOPHUEHTHPOBAaHHbIE rpadbl

HeopuenTupoBaHHHH Ipad HasbiBaeTcs c@a3Hum (connected), ecsm mobble 1Be
ero BepIINHbI coeHeHHb! yTéM (1o pébpam). I'pad Ha puc. 3.6 He cBsA3eH: Ha-
npumep, HeT nytyd u3 A B K. 310T rpad MOXHO pa3ObUTh Ha TpU HellepeceKar-
IIUXCA CBA3HBIX IOAMHOXECTBA:

{A,B,E,1,J}, {C,D,G,H,K, L}, {F}.

OHu Ha3BIBAOTCSA KomnoHeHmamu cessHocmu (connected components). Kaxzoe
13 HUX o6pa3syeT CBA3HBII moarpad, a ApyT ¢ APYyroM OHU He coeAnHeHs!. [Ipotiey-
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pa EXPLORE 00X0/TUT KaK pa3 KOMIOHEHTY CBSI3HOCTH TOU BEPIIUHBI, JIJI1 KOTOPOH
oHa 6bLs1a BeI3BaHa. [Ipu kax oM BeI30Be EXPLORE BO BHEIIHEM IHKJIe aJTOPUTMa
DFS o6xomTcsa HOBasi KOMIIOHEeHTa CBA3HOCTU. TakuM o6pa3oM, ¢ MOMOIIbI0 T0-
1cKa B IJlyOUHY JIerko MpoBepPUTh CBA3HOCTH rpada. bosiee Toro, MoXxHO AJ1A Kax-
JIO¥ BEpIIMHBI V HANTH HOMEDP €€ KOMIIOHEHTHI CBA3HOCTU ccnum[V] (B mopsake
obHapyxeHwUs). J[J1s1 TOTO HYX)KHO 3aBeCTU IMEPEMEHHYI0 cc, U3HAYAJIbHO PABHYIO
HYJIO, U YBEJMYMBATh €€ Ha eIMHUITY KaX[Jplil pa3, Korga EXPLORE BBI3BIBAETCSA
BO BHEIIIHEM I[UKJIe, a npollelypy PREVISIT c/iesilaTh TaKoI:

nponenypa PREVISIT(V)

ccnum|[Vv] < cc

3.2.4. Bpems HavaJia ¥ KOHIIa 00pabOTKU BepUINHbBI

Kak MBI BUIIM, IOUCK B IJIyOMHY TO3BOJEET 3a JMHENHOEe BpeMs ONpeie/INTh, CBs-
3eH Jm rpad. ¥ 510 masexko He BCE — ceiiyac MBI pacCCMOTPUM IIPHUEM, KOTOPBIN
JIEXUT B OCHOBE MHOTMX JpyI'MX IpMMeHeHul morcka B ryyOuHy. Bynem 3anu-
CBIBaTh BpeMs HayaJyia 06paboTKU KaxJI0¥ BepHIMHBI (BBI30B PREVISIT) U BpeMs
KoHI1a 06paboTku (POSTVISIT). [lyiA Hallero npuMepa 3Ty urca (a7 Bcex 24 ta-
KUX cOOBITHI) MTOKa3aHkl Ha puc. 3.6. HanmpumMmep, B MOMEHT BpeMeHU 5 HavaJiach
o6paboTka BepIIMHEI [, a B MOMEHT BpeMeHU 21 3akoHuYMJIach 06paboTKa BepIin-
HH D.

UYTOOBI COXpaHUTH 3Ty MHGOPMALMIO IPU IIOKCKe B IJyOMHY, 3aBeJéM CUETUHK
clock, M3HAYaJIbHO PaBHBIM 1, U HaNMIIEM Tak:

npouexypa PREVISIT(V)
pre[v] « clock

clock «—clock+1
nponenypa POSTVISIT(V)

post[v] « clock
clock < clock+ 1

Bot npocToe (HO BaXXHOE) CBOMCTBO 3TUX UMCETL:

CBoiicTBO. 1A /n00blx 08yX @epwluH u u v jubo ompesku [pre(u), post(u)] u
[pre(v), post(v)] He nepecexatromcs, /6o 0OUH COOEPACUMCSL @ OPYSOM.

B camom gente, [pre(u), post(u)] —3TO MPOMEXYTOK BPEMEHH, B TEUEHHE KO-
TOPOrO BepIUIMHA U GBLJIA B CTEKE, U €CJIM BEPLIMHA V OblJIa IOMEIIEHa B CTEK, KO-
ria TaM yXXe JiexaJsia BepIlrHa U, TO v GyIeT BhIHyTa PaHblIIe U.

Takum 06pa3oM, pacCMOTpPEHHbIE OTPE3KU OTPAXAIT CTPYKTYPY JepeBa, Io-
CTPOEHHOTO MPU TIOKCKe B IJIyOHHY. DTO 0COOEHHO IOJIE3HO /sl OPUEHTHPOBAH-
HBIX rpad0B, K KOTOPHIM MBI U TIEPEXO M.

3.3. Ilouck B rIIlyOMHY B OpUEHTUPOBAHHBIX rpadax

3.3.1. Tunsl pébep

PaccMOTpeHHBIH HaMU aJITOPUTM IIOVCKA B IJIyOUHY MOXeT OBITh HMCIIOJBb30BaH U
JUUIs1 OpUEeHTHPOBAaHHBIX rpadoB (B npoueaype EXPLORE Haio nepeGupaTh BEIXO/S-
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e U3 BepuHL pé6pa). Ha pruc. 3.7 nokasaH nprMep OpHeHTHPOBAHHOTO Ipa-
da u fgepeBa, MOCTPOEHHOI'O NMOKMCKOM B IJIyOUHY (HallOMHUM, YTO cOceqy Iepe-
6upaiTca B asihpaBUTHOM IMOPsIJIKE).

Puc. 3.7. TTouck B riiyOuHY AJ11 OPUEHTUPOBAHHBIX rpadoB.

HanomHuM 0611eM3BeCTHYI0 TEPMHHOJIOTHIO, CBA3aHHYIO C JepeBbAMU. Bep-
IIMHA A HasbiBaeTcs KopHem Oepesa (tree root), Bce OCTaJIbHbIE BEPIIMHBI 3TOTO
JepeBa A0 TCA €€ nomomxamu (descendants). Bepmwnsl F, G, H ABJITIOTCA TIO-
ToMKamu E, a E ABseTca ux npedkom (ancestor). Hakonen, C AByeTca podume-
Jtem (parent) D, a D —pe6érkom (child) C. (B osmuue ot ymofeii, y BepIIUHEI 1e-
peBa MoXeT ObITh TOJILKO OJJTH POAUTEIb. )

[Tpu novicke B rily6uHY B HEOPHEHTHPOBAHHKIX rpadax Mbl pa3/iiyam JpeBec-
Hble pé0pa JlepeBa u obpaTHbIe (Bce ocTabHbIe). J[J11 OpreHTHPOBaHHbBIX I'padoB
TUNOB péGep OyAeT yxxe ueThIpe.

JlpesecHvie pébpa (tree edges) — pébpa Jieca,
IIOCTPOEHHOI'O ITOVCKOM B l"J'[y61/IHy. JEepPEBO IIOKCKa B r_ny6[/1Hy

Ilpameie pébpa (forward edges) BenyT oT
BEPIINHEI K €€ IOTOMKY, He SBJIII0IeMYCs
IIPU 3TOM €€ peOEHKOM.

O6pamtuvie pébpa (back edges) BeayT ot
BEpIINHH K €€ IpeaKy.

Iepexpécmuvle pébpa (cross edges) BenyT OT
BEPIIMHKI K IPyTOU BEPIIVHE, He
SIBJBIIOLIENCS HY IPeJIKOM, HU IIOTOMKOM
nepBol (Takas BepIIMHA YXe IOJHOCTHIO @ @
obpaboTaHa B MOMEeHT OOHapyXeHUs IepeKpécTHOe
repeKpécTHOro pebpa).

Ha puc. 3.7 MmoxxHO OOHapy>XUTh [Ba NPSAMBIX, ABa OOPATHHIX U IBA IEPEKPECT-
HBIX pebpa (HaliuTe ux).
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Tun peOGpa MOXHO y3HaTh IO pre- U post-3HaU€HUsAM €ro KOHIIOB. JIerko Bu-
JIeTb, YTO BeplIMHA U fABJIAETCA MPeJKOM V TOrJa U TOJbKO Torja, Korja v Obl-
Jla oGHapyxeHa BO BpeMs Bbi3oBa EXPLORE(u). B aTom ciyuae pre[u] < pre[v] <
< post[v] < post[u], To ecTh OTpe30K 06paGOTKU V BJIOXKEH B OTPE30K 06paboT-
Ku u. J5i1 oOpaTHBEIX p€Gep: u — MOTOMOK V TOT/A U TOJIbKO TOTJa, Koraa v — mpe-
JOK U; 1A TePeKPECTHRIX PEGep u—V OTPEe3KU He IMepeceKarnTcs (M V-0Tpe30K
MpeIIecTByeT U-OTPe3KY):

pre/post-oTpesku Ay (u, v) munvt pébep
[ [ ] ] JApeBecHoe/IpsAMoe
u v v u
[ [ ] ] obpaTHoe
v u u %
[ ] [ ] nepeKkpeécTHOe
v % u u

[ToHaTHO JM1, TOYEMy He ObIBaeT APYI'UX CJlyyaeB pacloJIoXeHNs OTPe3KOB?

3.3.2. OpueHTUPOBaHHbIE AIUKJINYECKHE rPadbl

Iuxniom (cycle) B opreHTHPOBAHHOM rpade Ha3blBaeTCs IYTh Vy — Vi — V) — ...

. — Vi — V, U3 HEKOTOPOI BeplINHHI B He€ xe (1o pébpam). Ckaxewm, B rpade
puc. 3.7 ectb UKJI B — E — F — B 1 HeckoybKoO Jpyrux. I'pad 6e3 UKJIOB Ha-
3bpIBaeTcA ayuksudeckum (acyclic). Hammure HUKJIOB B OpUEHTHPOBAHHOM rpade
JIerKo NMPOBEpUTH C IIOMOIIbI0 OJHOr'O BEI30BA ITOMCKA B IJIyOUHY.

CBoiicTBO. OpueHMuUpoBaHHbLl epag codepicum YyukJ moedd U moymwKo moaod, Ko-
20a npu noucke 8 eyiy6uHy obHapyxicusaemcs 06pamHoe peopo.

Joxazamesmcmeo. fcHo, uto ecm (u, v) — obpaTHoe pebpo, TO MyTh B iepeBe IMo-
1CKa B TJIyOMHY OT V K U 1 caMo pe6po (u, v) 06pasyioT HUKIL

O6paTHO: ycThb rpad COOepXKUT [UKJII Vg — Vi — ... — V; — Vy U IIYCTh V; — BE€p-
[IMHA 3TOTO I[UKJIA, KOTopas Oblyia o6HapyXeHa nepaoti (To eCTh BepIINHA I[UKJIA
C MUHUMAJIbHBIM pre[V;]). Bce ocTaBinMecs: BEepIIMHBI [UKJA JOCTXUMBI U3 V;,
1 [I03TOMY B AepeBe IOMCKa B INIyOMHY OHU OyAyT noToMkaMmu Vv;. Toraa pe6Gpo
v;_1 —Vv; (m xe v, — vy, ec i = 0) BeIET U3 BepIINHH B €€ MpeJKa, TO eCTh
ABJEIETCA 0OpaTHBIM pebpoM. O

C OMOIIBI0 0PUEHMUPOBAHHBIX AYUKJTLYecKUX epagoa (o-aHITMIICKY UX Ha-
spBaroT directed acyclic graphs wm cokpaménno dags) yao6HO IpeAcTaBJIATh
BpeMeHHble M HepapXuyeckue OTHOIIEHHUs, a TaKXkKe NMPUINMHHO-CJIeICTBEHHbIE
cBs3u. JlomycTuM, K IpUMeEpPY, YTO HEOOXOAMMO ClIejIaTh HECKOJIbKO Bellel, mpu-
4éM eCTh OTpaHUYEHUA Ha MOPsAJOK (CHayasia HaJ0 MPOCHYTHCSA U JMIIb TOTOM
BCTaTh C KPOBaTH; [yll HAJ0 [IPUHATH IOCJE TOrO, KaK BCTaJ C KPOBATH, HO 0
TOrO, Kak ofieJics). Kak BrIOpaTh MPaBUJIbHBIE MOPAIOK AE?
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OrpaHuveHHs TIPeACTaBUM KaK OpUEHTHPOBAHHBIN rpad: KaxJaoMy Jiejy Co-
OTBETCTBYET BEpIINHA, peOpo U3 U B V O3HAYAET, YTO U JIOJDKHO OBITH BHITIOJIHE-
HO 0 v. Ecoi B 3TOM rpade ecTh IIUKJL, TO MPABUJIbHOTO MOPAAKAa He CyIIeCTBY-
eT BoBce. Ecom ke rpad alnuKIMYecKHi, TO €CTh HaAeXJa ero JiuHeapu308anb
(linearize) mym, Kak elé roBOPAT, monoJoeuiecku ynopaoouums (topologically
sort) — Tak ynopsA0uUTh BEPUIMHBI, YTOOH Kax ioe peGpo BeJsio oT 6oJiee paHHeN!
BepLIMHEHI K 60Jiee mo3aueli. Hanpumep, nya rpada puc. 3.8 oayH U3 JONYCTUMBIX
MOPsAAKOB TakoB: B, A, D, C, E, F. (BumuTe yu1 BH ell€ Tpu NopsiaKa?)

Puc. 3.8. OpueHTHpOBaHHHIH rpad ¢ OJHUM UCTOYHUKOM, ABYM:A CTOKaMU U YeTBIPbMA BO3-
MOXHBIMU JIMHeapu3anusaMu.

Kakue xe opueHTHpOBaHHbIe alUKJIueckue rpadsl MOXHO TONOJOTHYECKU
ynopsagouuTb? OKasplBaeTcs, YTO Gce, U 3TO MOXXHO CJieJ1aTh C IOMOIIbI0 IToKcKa
B IJIyOUHY, PacloJioXKUB BEPIIVMHEL B OPsAAKe YObl8aHUA UX post-3HaueHU. Beap
post(u) < post(v) TosbKO A/ 06paTHBIX pébep (u, v) (cM. TabymiIly Ha c. 91), a MbI
yKe 3HaeM, 4TO B alMKJIMYecKoM rpade o6paTHEIX pédep OBITh He MOXeT:

CBOICTBO. B 0pueHMUPOBAHHOM AYUKJTLYeCKOM epage Kadcooe pebpo udém u3 aep-
WUHBL ¢ 6O/TLWUM POSt-3HAUEeHUEM 8 GEPUUHY C MEHbULUM POSt-3HAYEHUEM.

ITocMOTpHUM Ha IepBYIO U MOCJEAHIOI0 BEpUINHY I10CJie TOIOJIOrMYecKoil cop-
THUPOBKU. W3 1ocJie/iHell BepIIUHEI pE6pa He BBIXOJAT: KaK 'OBOPAT, OHA ABJIAETCA
cmokom (sink). HarpoTus, B IepByIo BepIINHY péOpa He BXOIAT: KaKk TOBOPAT, OHA
ABJIAETCA ucmokom (source). B yacTHOCTH, MBI JOKa3aJl TaKoe yTBepxk AeHUe:

CBOMCTBO. Y Kaxc0020 ayuK/1eckoz0 OpUEeHMUPOBAHHO20 epaga ecmb xoms Obl
00UH UCMOK U XomA Obl 00UH CMOK.

OTO CBOMCTBO (KOTOpOe HECJI0KHO JoKa3aTh U 6e3 moucka B IJIyOUHY) MOX-
HO UCIOJIb30BaTh IJI1 MHEapU3aluK: MOKa B rpade ecTh BEPIIMHBI, HAZ0 UCKATh
HCTOK, TeYyaTaTh €ro U yAaJaTh u3 rpada. [TOHATHO /M BaM, MOYeMy TaKOH aJi-
roput™M pabortaet? Urto 6yzeT, ecm B rpade ectb nukI? Kak peaym3oBaTh Takou
aJTOpUTM 3a JIMHeiiHoe BpeMA (ynpaxHeHue 3.14)?

3.4. KoMroHeHThI CUJIbHOM CBA3HOCTHU

3.4.1. CBsA3HOCTH U1 OPUEHTUPOBAHHBIX rpa¢oB

UTO 03HavaeT CBA3HOCTh AJ1A OpPUEeHTUPOBaHHOro rpada? Tyt Hao ObITh aKKypaT-
HbIM. HecBA3HBIN HeopueHmMupogaHHslii rpad MOXHO pa3bUTh Ha CBA3HbIE KOMIIO-
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HEHTHI, He COeTMHEHHBIEe ApYyT ¢ ApyroM. C opueHmupogaHHsiMu rpadaMu CUTya-
nus cioxHee. I'pad puc. 3.9 Hesb3s pa3dbUTh Ha JiBe YaCTU, He COeqUHEHHBIE JIPYT
¢ apyroM. Ho MbI He GyneM HasblBaTh 3TOT rpad CBA3HBIM, IIOCKOJIBKY B HEM HeT
nyti u3 G B B wm u3 F B A. JlTauM Takoe olpefesieHue:

BepmiuHe! u 11 v OpreHTUPOBAHHOTO I'padha Ha3bIBAIOTCA C8A3AHHBIMU (COn-
nected), ecJu1 B HEM eCTh IIyTh U3 U B V, @ MAKdice MyTh U3 V B U.

Takoe oTHOIIeHNe Ha BepliNHaX pa3buBaeT Bce MHOXECTBO BepIIMH Ha Helepe-
cekamolrecs noaMHoxectsa (ynpaxHeHue 3.30), HasblBaeMble KOMILOHEHMAamu
cwmHol caasHocmu (strongly connected components). I'pad puc. 3.9 nMmeeT nATh
TaKUX KOMIIOHEHT.

Puc. 3.9. (a) OpueHTHPOBAHHEIN Tpad U ero KOMIOHEHTHI CHJIbHOU cBs3HOCTHU. (b) MeTa-
rpad.

(a) (b)

CTsiHeM Tenepb Kax[[yl0 KOMIIOHEHTY CUJIbHOH CBSI3HOCTHU B OTHEJIbHYIO Bep-
myHy (MemasepwuHy) M OCTaBUM TOJIbKO pébpa MeXxJy MeTaBeplinHamu (CM.
puc. 3.9), ymaymB OyOsmMkatel. [lojlydeHHBIH Tpad HasblBaeTcsa Memacpagom
(meta-graph) ucxomHoro.! OH He conEPXUT LUKJIOB: ec/M Obl HECKOJHKO KOM-
IMOHEHT 00pa30BaI LMKJL, TO BEPIIMHB 3TUX KOMIOHEHT ObL/ OBl B MCXOOHOM
rpacde JOCTVXXUMBL IpyT U3 Ipyra 1 BOULIM OBl B OOHY KOMIIOHEHTY.

CBoiicTBO. Memaepag ymo6020 opueHmMupoBaHHoeo epaga AGIemcsa ayuxJiye-
ckum (u mModicem OblMb MONOJIOCUYECKU YNOPAOOUEH).

Ho kak noctpouTts MeTtarpad Aji1 JaHHOro rpaga?

!B pycckoii ymTepaType Takoii rpad HaskBaeTCs TaKXke padoM KOMNOHEHM WU KOHOeHcayueti
ucxoggoro rpada. — IIpum. nepea.
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3.4.2. AsroputM nocrpoeHus Mmerarpada

KoMmnoHeHTHI CHJIbHOM CBA3HOCTU U MeTarpad MOryT OBITh IOCTPOEHHI 3a JIMHEN-
Hoe BpeMms. Celfuac Mbl yBUMM, KaK 3TO fAejlaercsA (M HaM NPUTOAUTCA MOUCK B
ryounHy). HauHéMm ¢ Takoro 3amevyanus (yke HaM M3BECTHOTO).

CaoiictBO 1. IIpoyedypa EXPLORE, 6b136aHHAA OJIA GePUWIUHDBL U, 3aKAHYUBAem pa-
6omy, Kozda nocewjeHvl @ce GepULUHbL, dOCMUNCUMbLE U3 U.

3HauUT, ecJM BhI3BAaTh EXPLORE [UIA BEPIUMHBI, KOTOPAs JIEXKUT B KOMNOHEH-
me-cmoke MeTtarpada, To Mbl OOOHIEM KaK pa3 BCe BEPIINHBI 3TON KOMIIOHEHTHI.
Hamnpumep, rpad puc. 3.9 nMmeer ape Takue KOMIIOHEHTHI, U BbI30B EXPLORE [UIA
BepwUHBI K 060UAET 6OIBUIYI0 U3 HUX.

OcraéTtcs NOHATH, (a) Kak HAlTU BepIINHY, KOTOPas rapaHTUPOBAHHO JIEXXKUT
B KOMIIOHEeHTe-CTOKe, 1 (6) 4To JesiaTh [1ocjie HaxX0oX JeHUA KOMIIOHEeHThI-CTOKa.

Jly11 Havasia oTBeTHM Ha IepBbIl Bonpoc. CHavasa NoKaxxeM, Kak pelaTb CUM-
METPUYHYIO 3a7auy: HalTH BepUIMHY B KOMILOHEHMe-UCTMOKe.

CBOMCTBO 2. BepwiuHa, Komopoli nouck @ ybuHy npuceausaem MaxKcuMabHOe
post-3HaueHue, JIeAHCUM 6 KOMIOHEHMe-UCIMOKe.

OTO BBEITEKAeT U3 cJleAyiolero 6osee obiero ¢akra.

CsoiicTBO 3. ITycmb C u C’ — KOMNOHeHMbl CUWIbHOU céA3HOCMU 2pada u 6 zpa-
e ecmb opuenmupoaarHoe pebpo u3 C 6 C’. Toeda MaKcumambHoe post-3HaueHue
eepwuH 6 C Gosmule, YeM MAKCUMATbHOE post-3HaueHue depuuH @ C’.

Jloxazamesmcmaeo. JJox A€M MOMEeHTa, Korja IpH MOVCKe B TJIyOHMHY BIIEPBBIE ITO-
spuTcsa pepmmrHa v u3 C um C’. Ecom v € C, 1o BbI30B EXPLORE (V) He 3aBepIINTCH,
rnoka He OyayT oOpaboTaHbl Bce BepIIMHBEL 06erXx KOMIIOHEHT (CM. CBOICTBO 1).
[TosTomy post[v] GymeT Gosbie, yeM y Beex BepmnH u3 C’. Ecym xe v € C’, To
BBI30B EXPLORE(V) 060HAET Bce BepmuHbl C’, HO 1o C 1o emé He JOMIET — U
MaKcUMaJlbHOe post-3HaueHue B C Toxe OyneT 6osbiie. O

CBoOIiCcTBO 3 MOXHO NepeopMyMpOBaTh TaK: KOMMNOHEHMbL CUTbHOU CBA3HO-
CMU MOJICHO MONOI0UYECKU YNopAdoYUMb, PACNOIONHCUB UX NO YOblEAHUI0 MAKCU-
MQTbHBLX post-3HAUeHUll BepPUUH G HUX. DTO HabmoaeHre 00001aeT pacCMOTPeH-
HBIIl HAMM aJTOPUTM TOIIOJIOTMYECKOI COPTUPOBKYU OPHUEHTUPOBAHHBIX AllVKJIU-
yeckux rpados (B Takux rpadax kaxjgas KOMIOHEHTa CUJIbHOU CBA3HOCTU COCTO-
WUT U3 OOHOU BEpIINHEI).

CBOWICTBO 2 MT0O3BOJIIET HANTH HaM BEPIINHY B KOMIIOHEeHTe-UCTokKe rpada, Ho
HaM XOTeJIoChb Obl MMeTh BePIIMHY B KOMNOHeHMme-cmoke. I103ToMy MBI paccMoT-
puM obpawénnsiii (reverse) rpad GX, mosydaemslii u3 G M3MeHeHHeM HarpasJie-
HMIi Beex pébep (em. puc. 3.10). V GR 6ymyT Te %e KOMIOHEHTHI CUJIbHOM CBA3HO-
cty, Kak 1 y G (mouemy?). ITouck B Ty6uHy Ha GR facT MakcuMasbHOe post-3Ha-
YeHue [T BePUIMHBI U3 KOMIOHEHTBI-UCTOKa rpada G, To ecTsb 1719 BepIIvHbI U3
KOMIIOHEHTHI-cTOoKa rpada G. Msl, TakuM 00pa3oM, OTBETUJIM Ha Bonpoc (a).
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Puc. 3.10. O6paménnsiii rpad puc. 3.9.

() (b)

[MepeiinéMm k Bompocy (6). Kak xe HaxoauTh CJeAyI0lyI0 KOMIIOHEHTY, KOraa
KOMIIOHEHTa-CTOK yXe HalifileHa? B 3ToM HaMm onATs moMoxeT cBoiicTBo 3. Korpa
KOMIIOHEeHTa BEPIIVHBI ¢ MaKCHMaJIbHBEIM post-3HaueHreM HaliJileHa U yaJjleHa 13
rpacda, BeplIrHa ¢ MaKCMMaJbHBIM post-3HaueHNeM Cpellii OCTaBIIMXCSA BEPLINH
(nMeroTcsa B BUAY yKe BBIUKCJIeHHBIe 3HaUeHNsA, Mbl He 3allycKaeM IIOKCK IIOBTOP-
Ho!) OyneT onATh NpUHAJJIeXaTbh KOMIIOHEHTe-CTOKY B OcTaBlleMcs rpade, U Tak
nanee. ITOroBelii aJropuTM IpocCT:

1. BeI3BaTh NOMCK B IyOuHy ajs GR.

2. BeI3BaTh aJTOpUTM HaXO0X AeHNU KOMIIOHEHT CBA3HOCTH B HEOPUEHTHUPOBaH-
HbIX rpadax (cm. m. 3.2.3), nepebupas B moricke B IJIyOMHY BepIIUHBI B HOPsAAKe
yObIBaHNA HUX post-3HAaYeHU!], HalileHHBIX Ha IIepBOM Iare.

Bpems paGoTH IPUBENEHHOTO aJTOPHUTMa JIMHENHO; OH IPUMEPHO BIBOE Me/ jIeH-
Hee ToucKa B IJIy6uHy. (Pas6epuTech, Kak CTPOUTh CIUCKK cMexXHocTH rpada GR
1 KaK yIOPAA0YNUTD BEPIIKHEI 10 YORIBaHUIO post-3HauUeHUI 3a JHHelHoe BpeMsl.)

OnpoOyem 5TOT ajropyutm Ha rpade puc. 3.9. Ecsm Ha nepBoM miare BepHINHEBI
nepebupanTcs B ajhaBUTHOM NOPsJKe, TO yObIBaHMeE post-3HAaYEHUH MPU MOUC-
Ke B IJIyOMHY Ha GR upér tax: G, I, J, L, K, H, D, C, F, B, E, A. BTopoii mar
o6HapyXuBaeT KOMIIOHEHTHI B TakoM mopszake: {G,H,I,J,K, L}, {D}, {C, F},
{B, E}, {A}.

BaIcTphIil 06X0 BE6-CTPAHMIY

B 3T0l1 IJ1aBe MBI IpeAoIaram, 4rto rpad AaH HaMm B yIOOHOM BUJIE: BEPLINHEI
IIPOHYMepOBaHHI OT 1 /10 n, pébpa XpaHATCA B CIMCKAaX CMeXHOCTU. JIyiA Be6-
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rpada Bcé ropasfio cjaoKHee: BEpIIMHBI 3apaHee He U3BeCTHBI, OHU OOHapyXu-
BaIOTCA OJHA 3a APYroM B Ipoliecce Mmorcka. Y pekypcuio MCIOIb30BaTh, KO-
HEYHO Xe, HeJib3d (IJIyOMHaA peKypcuu OyfeT c/mImKoM 6osbioii). Tem He Me-
Hee 11 06x0a Be6-CTpaHUI] HCIOJB3YI0T aJTOPUTMEI, OUeHb II0XOXKe Ha I0-
nck B ryouny. IlogmepxuBaeTcs CTeK, coaepXaliuii Bce BepUINHbI, KOTOPbIe
oOHapyxeHHI (YIIOMHHaITCA B IPOCMOTPEHHBIX CChIJIKaX), HO IIOKa He 06pabo-
TaHbl. B AeliCTBUTEILHOCTU 3TO HE COBCEM CTEK, IIOCKOJIbKY IEPBBIMU M3 HEro
JIOCTal0TCA He Te BepIIMHEBI, KOTOphle OB/ IOMeIleHHl [o3Xe Bcex (1 maxe
He BepIINHBI, KOTOpBble NTONaM Ty[a paHbllle BCeX, KaK NIPpU Noucke @ WUPUHY,
cM. I1aBy 4). IlepBbeiMu 06pabaTeIBal0 TCA BEPIINHEL, KOTOPhIE BEITJIAAAT Haubo-
Jlee «MHTEepeCHbIMI» (II0 KaKMM-TO 3BPUCTUYECKUM KpUTepUsAM). DTO HYXHO,
YTOOBI CTEK He MepPEeNoJHsAICA U YTOOB B Xy/lleM cjlydae HeoOpaboTaHHBIMU
OCTaJIMCh TOJIbKO BEPIIVHBI, KOTOPhIe BPsAA Ji1 Obl IPUBEU K CYIIIECTBEHHOMY
pacIIMpeHuI0 IPOCMOTPEHHOU 00JIaCTHU.

006x0 BeO-cTpaHuI] OOBIYHO OCYIEeCTBIIAETCA HECKOJIbKUMY KOMITbI0 TepaMu,
BBI3bIBAOIMMK EXPLORE napaJule/lbHO: KaXApli U3 HUX CHUMAaeT BepIIUHY CO
CTeKa, CKauMBaeT COOTBETCTBYIONIYI0O CTPAHMUIly W MINET B Hell TMIepCChIIIKU.
Korpa no cceljike HaxXOAUTCA HOBas CTPaHHUIlA, BMECTO PEKypCHBHOTO BBHI30BA
HOBas BepIIMHA [IPOCTO NIoMeIaeTcs B cTeK (00muil A BceX KOMITbIOTEPOB).

OpyiH MOMEHT NO-NIpeXHeMy OCTAETCs HEITIOHATHBIM: KOIJa HAaXOUTCs HOBas
CTpaHuUILa, OTKyAa MbI 3HaeM, YTO OHA AelICTBUTEJIbHO HOBAs U YTO MEI elé He
obpabaTeiBam eé? 1 kakoe umA MBI 1aéM eii (1o6aBJiAeM B CTEK 1 3alIOMUHAEM
Kak obpaboTaHHOe)? DTO JeJIAeTCA C IOMOIIBI0 XeWUPOBAHUAA.

Kcraty, okasaioch, YTO aJTOPUTMBI HAX0X IEeHUA CUJIbHO CBA3aHHBIX KOMIIO-
HEHT BBIABJIIIOT MHTEPECHbBIE CBOMCTBA BeO-rpada.

YnpaxuHeHus

3.1. IIpumeHuTe aropuTM MOKCKa B TJIyOMHY K JaHHOMY rpady, nepebupas Bep-
IWHH B ajpaBuTHOM nopsaake. [IomeTbTe Kaxgoe pebpo Kak ApeBecHOe WU 00-
paTHoe, a TaK)Xxe BBIYMCJIMTE pre- U post-3HaUeHUA A KaX 0N BepILINHEI.

3.2. TIpumeHUTe aJrOpUTM MOUCKA B IJIyOMHY K OBYM IIpHMBEAEHHBIM HMXe rpa-
($am, nepebrpas BepIIMHEL B ajihpaBUTHOM Hopsake. [lomeTbTe Kaxkjoe pedpo Kak

JpeBecHOe, TpsMOe, 0OpaTHOE MM TEPEKPECTHOE, a TAKXKE BBIYMCIITE pre- U
post-3HaueHU 1A KaX A0 BEpIINHEIL.
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(a) B (b) /@H
(©)
¢
BORC) =0

3.3. [IpuMeHUTe aJTOPUTM TOIOJIOTMYECKON COPTUPOBKY, OCHOBAHHBIM Ha MTOMCKE
B IJIyOUHY, K ciefdyomieMy rpady. Kaxapiii pa3 B kauecTBe cjleayrolieli BeIOMpai-
Te MEPBYI0 B aJIPaBUTHOM HOPSIKE BEPIIUHY.

@\@
O N

(a) Hatigure pre- 1 post-3HaueHUs BCeX BEpIIVH.
(b) HariquTe BCce MCTOKU M CTOKU rpada.
(c) Kakasa ymHeapu3arys rpada y Bac oJyuniach?
(d) CkospKO pa3yMYHBIX JIMHEAPHU3ALUN eCTh y 3Toro rpada?
3.4. [IpumeHNTe aJTOPUTM HaXOX AeHN KOMIIOHEHT CHUJIbHOI CBA3HOCTU K CJle/Iy-

romuM rpadam G. IIpu moucke B riy6uHy Ha GX B kauecTBe ciefyioleii BHIGH-
paiiTe nepByio B ajipaBUTHOM IIOPAAKE BEpIILHY.

M (A (ii)

@a @

(a) B xakom mopsiiKe aJTOPUTM HAaXOAUT KOMITOHEHTHI CUJIbHOU CBSI3HOCTH?
(b) Kakue KOMIIOHEHTHI IBJIIOTCS CTOKAMH M KaK/e — MNCTOKAMU?

(c) Hapucyiite metarpad (ero BepmurHaMU ABJISIOTCA KOMIOHEHTHI CUJIbHOM
cBsasHoCcTU G).

(d) Kakoe MUHMMAJIbHOE YUCJIO PEGEep HAAO 0OaBUTh, YTOOBI cAesiaTh rpad
CUJILHO CBA3HBIM?

3.5. O6pawénmbim rpadom s rpada G = (V, E) HaseiBaeTcsa rpad GR = (V, ER)
C TEMH Xe BepIIMHaMU, pEGpa KOTOPOro IMOJIyYeHbl M3MEHEHNEM HalpaBJIeHMsI
Bcex pébep ucxomuoro rpada: EX = {(v, u): (u, v) €E}.
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[TpuBeauTE JMHENHBIN IO BpEMEHU aJITOPUTM, KOTOPBII IO 33 JAHHOMY B BUJIE
CrMcKa cMeXXHOCTH rpady cTpouT obpaméHHbiii rpad (Toxe B BUE CIIHCKA CMeX-
HOCTH).

3.6. Cmenenvio (degree) d(v) BepuIMHb v HEOpUEHTUPOBAaHHOTO rpada G Ha3bI-
BaeTcA KOJIUYECTBO coce/lel v WM, KaK FTOBOPAT, UHYUdeHMHbLX v pébep. A opu-
€HTHPOBAHHKBIX I'PadOB pa3MIaT Gx00Aufyt0 cmeneHs (indegree) d;,(v) u ucxo-
osawyto cmenens (outdegree) d,,.(v), TO €CTh KOJMYECTBO BXOAAIIUX B V 1 UCXOIs-
ux u3 v pédep (COOTBETCTBEHHO).

(a) HokaxwuTe, YTO AJI1 HEOPUEHTHPOBAHHOTO Irpacda BHINOJIHEHO PaBEHCTBO

S d(u)=2|E|.

ueVv
(b) BriBeuTe OTCIOA, YTO B HEOPUEHTUPOBAHHOM I'pade KOJMYECTBO BEPIINH
HEYETHOH CTeIleH! YETHO.

(c) BepHo ym1 3TO yTBEpXJeHMe I BEPIIUH HeUETHOU BXOAAIIElN CTeleHUu B
OPUEHTHUPOBAHHOM Ipade?

3.7. Tpad G = (V, E) uaseiBaetcs 0gydomHbim (bipartite), ec/m MHOXECTBO ero
BEPIIMH MOXHO pazneymTh Ha JBe dactu (V =V, UV, u V; NV, =), Tak 4tO
BCe pé6pa CoeIHAIOT BEPUIMHEI U3 PA3HBIX YacTell (Hampumep, ecJi u, v € V;, To
U U Vv He coeJIMHEHBI pebpoMm).

(a) IlocTpoiiTe MHENHBIN 110 BpeMeHU aJTOPUTM, ONpenesaIoUIUN, ABJIIeTC
J1 BXOAHOM rpad ABYObHBIM.

(b) OmnpenesnieHue AByAOJBHOrO rpada MOXHO JaBaTh Pa3sHBIMU CHOCOOAMHU.
Hamnpumep, rpad sABJsieTcsa qBYAOJIbHBIM TOTA U TOJBKO TOT1a, KOTJA ero Bepiin-
HBI MOXHO KOPPEKTHO PacKpacuTh B [iBa LIBeTa TakK, 4YTOOBI KaxJoe pebpo coeu-
HAJIO BEPIINHBI Pa3HOTO IIBETa.

JlokaxuTe, 4YTO HEOpPUEHTUPOBAHHBIN rpad ABJAETCA ABYAOJBHBIM TOTrAA U
TOJIbKO TOT'[a, KOrja B HEM HeT IIUKJIOB HEUETHOM JJIAHEI.

(c) CkoBbKO I[BETOB MOHAJOOUTCS, YTOOBI MOKPACUTh JEOOON HEOPUEHTHPO-
BaHHBIN rpad, COAEPXKALIUNA POBHO 00UH ITUKJT HEUETHOM JJIHbI?

3.8. Ilepestugarue 8o0bl. EcTh Tpu cocyma émkocTsio 10, 7 u 4 uTpoB. 3HAYaBHO
NIepBHII COCyA IYCT, @ OCTABIIMECs BA MOJHOCTbI0 HAIlOJHEHHl BOJOW. 3a OAMH
Xo[ paspellaeTcs NepeJMBaTh U3 OAHOTO cocyfa BOAy B APYTOH JI0 TeX MOp, IoKa
MepBBIM He CTaHeT IMYCTHIM WJIM XK€ BTOPOH He 3aroJIHUTCA 0 Bepxa. MBI XoTuM
[IPOBEPUTH, CyIIeCTBYeT JI II0CJieJOBaTeIbHOCTh XOJI0B, B pe3yJibTaTe KOTOPOH B
OJTHOM M3 NIOCJIeJHUX JBYX COCYAOB OCTAHETCA POBHO JBa JIUTPa BOJIBI.

(a) ChopmyympyiiTe AaHHYIO 3aJa4y Kak 3ajady o rpadax: onpeneamre COOT-
BeTCTByIOIUN rpad u nepeopMyMpyiTe BOIPOC B €r0 TepMHHAX.

(b) Kaxoti ajropuT™M Hy>KHO IPUMEHUTD, YTOOBI OTBETUTD Ha JAHHKII BOIIPOC?
(c) Haiimite OTBET, IPUMEHUB aJTOPUTM.
3.9. i1 BepIIMHBI U HEOPUEHTHUPOBAaHHOTrO rpada 3agamum twodegree[u] Kak

CcyMMy cTemneHeii cocefeil u. [TokaxuTe, Kak 3amoJIHUTh MacCUB twodegree[:] 3a
JMHeHOe BpeMs Ay rpada, 3aJaHHOTO CIIICKOM CMEXHOCTH.
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3.10. Ilepenumute npoieypy EXPLORE (puc. 3.3) 6e3 UCII0b30BaHUs PeKypCU.
IIpouenypbl PREVISIT u POSTVISIT JOJDKHBL BBI3BIBATLCA B TOM Xe IIOPAJKE, UYTO B
PeKypPCUBHOMH Ipoleaype.

3.11. YkaxuTe JMHEHHBIN aJTOPUTM, KOTOPBI 110 JAHHOMY OPUEHTUPOBAHHOMY
rpady G u ero pebpy e onpejiessAeT, eCTh Ji B G I[UKJL, COAepXKaInii e.

3.12. [lokaxuTe WM ONpPOBEpPrHUTE: ecu {u, v} — pebpo HeOpPUEeHTUPOBAHHOTO
rpada u post(u) < post(v), TO v ABJIAETCA MPEIKOM U B [IEpEBE MTONCKA B TJIyOUHY.

3.13. CeA3HOCMb HEOPUEHMUPOBAHHBLX U OPUEHMUPOBAHHBLX 2paoa.

(a) HoxaxwuTe, 4YTO B KaXXJOM CBSI3HOM HeOpHEeHTHPOBAaHHOM rpade HalgeTCs
BepIlINHa, yajeHne KOTopol ocTasiiieT rpad cBasHeM. (ITojackaska: paccMOTPU-
Te JepeBo MovcKa B TJlyOouHy rpada.)

(b) MTpuBemuTE MPUMEP CHUJIBHO CBA3HOT'O OPUEHTHPOBAHHOTO rpada, KOTOPHIA
repecTaéTt OBITh CUJIBHO CBSI3HBIM NP YIaJleHUH JE000I BepIIHEI.

(c¢) HeopuenTtupoBaHHbIH rpad, COCTOAMMN U3 JBYX KOMIIOHEHT CBA3HOCTH,
BCerjia MOXHO CeJIaTh CBA3HBIM, J06aBUB OofHO pe6po. IIpuBeuTe mpuMep opu-
E€HTHPOBAHHOro rpada, COCTOAIIEro 13 ABYyX KOMIOHEHT CHJIbHOI CBA3HOCTH, U3
KOTOpOT'0 HeJb3s NOJIyYUTh CUJIbHO CBA3HBIH rpad nobaByieHreM OfHOTO pebpa.

3.14. Ha c. 92 ob6cyxajica ajibTepHaTUBHBIN aJTOPUTM TONOJIOTUYECKON COPTH-
poBKHU rpada, KOTOpBIH MocjeoBaTesIbHO yaasisieT u3 rpada ucroxu. IIpuseau-
Te JMHEIHYI0 [0 BpeMeHM peaymM3aluio Takoro aaropurma. (Iloackaska: MOXHO
XPaHUTDh BXOJAIIME CTENeHU BCeX BEpIINH M MHOXECTBO BEpIIUH HYJIeBOU BXO-
JA1leld cTelleH!, KOPPEeKTUPYs 3TU JaHHbIE 10 Mepe yAaJleHUs BepHIVH HyJIeBO!
CTeIeH.)

3.15. (a) Bnactu chesaym Bce AOPOTM TOpoja OJHOCTOPOHHHMM M YTBEPXIAIOT,
YTO OT JEOOOro nepeKkpécTka Mo-mpexxHeMy MOXHO J0OpaThCs 0 JE0O0ro Apyro-
ro, He Hapymas npasuya. Kak ObicTpo ux pa3o61aunth? CHopMymMpyiiTe JaHHYIO
3aJjauy Ha s3bIKe rpadoB 1 IOKaXuTe, KaKk eé MOXHO PelllUTh 3a JMHelHHoe BpeM.

(b) B oTBeT Ha MmpeTEH3UH BJIACTU 3asABUJIM, YTO UMEJM B BUAY Apyroe: Kyaa
OBl HU [TOexaTb OT MIPUM II0 IIpaBUJiaM, MOXHO Oy[eT BepHyThbCsA, He Hapylas
npasul. Kak npoBepUTh 3TO yTBEpXAeHUE 3a JIMHENHOe BpeM:A?

3.16. Marucrepckasa nporpaMma o MHGOpMaTHUKe COCTOUT M3 N CeMEeCTPOBBIX
KkypcoB. I'pad G oTpaxaeT 3aBUCMMOCTHU: BepUIMHBI Irpada COOTBETCTBYIOT Kyp-
caM, U3 v UJET OpPUEeHTHPOBAaHHOe peGpo B W, eCJIM W MOXHO U3y4aTh TOJIBKO I10-
crie v. [locTpoiiTe MHENHBIN IO BpeMeHHU aJrOpUTM, KOTOPHIH o G onpefes-
eT MUHMMaJIbHOe KOJIYeCTBO CeMeCTpOB, Heo0XojMoe I U3yueHUs Bcell Ipo-
rpaMMsI (B OHOM ceMecTpe MOXeT OBITh CKOJIbKO YT'OJJHO KYPCOB).

3.17. Beckoneunsle nymu. Ilycts naH opuenTrpoBanHbiii rpad G = (V, E) ¢ Bbige-
JIEeHHOU «HavaJIbHOW» BEPIINHOM s € V, a TakXke MHOXeCTBaMU «XOPOIINX» Bep-
muH Vi €V u «mwioxux» BepmuH Vi € V. Beckoneunsim nymém (infinite trace) B
rpade G HasbiBaeTcsA OeCKOHeYHasA M0CJIeI0BaTeIbHOCTD VoV V,... BEpIINH, B KO-
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TOpOi vy =s u (V;, V1) € E U1 Bcex i = 0. B HEKOTOPHIX BepIINHAX TAKO MyTh
noObiBaeT 6@CKOHEeYHO MHOI'O pas.

(a) Yepes Inf(p) € V o6o3HauuM Te BEPIIUHBI GECKOHEYHOTO IYTU P, TI0 KO-
TOPBIM ITyTh MPOXOAUT GecKoHeuHOe uucyio pa3. [Tokaxwure, uto Inf(p) memkom
mornajaeT B OJJHY U3 KOMIIOHEHT CHJIbHOH CBA3HOCTU rpada G.

(b) IocTpotiTe arOpyUT™M, ONIPEAESIIOIINI, eCTh M B G 6€CKOHEYHBIH IYTh.

(c) IocTpoiiTe airopuT™, ONpeAesANIUL, ecTh J1 B G 6€CKOHEeYHBIN MyTh,
MPOXOALINI Yepe3 XOPOIINe BepIIMHB 6ECKOHEYHO MHOT'O pa3.

(d) HakoHelr, HOCTPOKTE aJrOPUTM, IPOBEPAI UM, CyLIECTBYET JI1 6ECKOHEY-
HBIN NyTh, KOTOPHIN MPOXOUT 6eCKOHeYHOe KOJIMUECTBO pa3 XOTA OBl [0 OJHOMN
Xopollell BeplIrHe, HO 10 BCeM IJIOXMM BepIIMHAM IIPOXOAWUT JIMIIb KOHEYHOe
YHCJIO pas.

3.18. ITycts aBouutoe aepeBo T = (V, E) 3aqaHO CIIMCKOM CMEXHOCTH M yKas3aH
KOpeHb fiepeBa r € V. HanmoMHuM, 4TO BeplIvHA JepeBa U HA3BIBAETCSA NPeoKoM
BEPIIUMHKI V, €CJIU MYTh OT ' 10 V B T MPOXOAUT Yepes u.

MbI XOTUM BBHITIOJIHUTH JIMHENHYIO NpedobpaboTKy AepeBa TakK, YTOOBI IIO-
cJie 3TOro Obljla BO3MOXHOCTh OTBeYaTh Ha BOIMPOCH TUMA «ABJIAETCA JIM U TIpef-
KoM v?» 3a Bpemsa O(1). Bo3MOXHO Ji 3T0?

3.19. Ilyctb onsath gaHo gepeBo T = (V, E) c BhIAeJIEHHBIM KOPHEM, a TaKXke Mac-
cuB x[-], comepxaIuil o YKcJly Ui KaX O BEPUIMHBL AepeBa. Onpenesmm Ho-
BBIM MaccuB z[-]:

z[u] = MakcuMaJlbHOE 3HaUe€HHE MAaCcCUBa X Ha MOTOMKAaX U.
[MokaxxuTe, KaK 3aMOJIHUTh TaKOW MAcCUB 33 JJMHEMHOE BpeMs .

3.20. {ato aepeBo T = (V, E) ¢ BeIAeJIeHHBIM KOpHEM " € V. PooumeJtem BepIIHbI
JlepeBa v Ha3bIBAaeTCA MPEeANoCieJHAA BEpUIMHA Ha TyTH U3 r B v. CUNTaeM Tak-
xe, uto p(r) =r. Iycts p*(v) = p(v) u p*(v) = p**(p(v)) npu k > 1. Jipyrumu
cnoBamu, pX(v) — 3o mpesok v B k-M nokoseHn. ITycTh TakKe Kax as BepIIdHA
JlepeBa v ImoMeveHa I0JI0KUTEbHBIM IeJbiM 4rcyioM [ [v]. [IpuBeauTe JIMHENHBII
aJTOPUTM, HaXOAAMmMEI HOBEe MeTkH [, (v) = [(p'V(v)).

3.21. TlocTporiTe JMHEMHBIN aJTOPUTM HAXO0XIEHUS IMKJIA HEYETHON AJIMHBI B
opueHmuposavHom tpade. (Iloackaska: pacCMOTPUTE CHAyaja CJy4ail CHUJIbHO
cBs3HOrO rpada.)

3.22. IMocTpoiite 3¢bbeKTUBHBIN aJrOpUTM, KOTOPHIH olpefiesiieT, eCTh JI1 B JaH-
HOM OpPHEHTHPOBAHHOM rpade BepIINHA, U3 KOTOPOH AOCTIXXHUMEI BCE BEPIIHHEI

rpada.
3.23. TTocTpoiite 3(PpPeKTUBHBIN aJTOPUTM, KOTOPHIH 110 IBYM BepIINHAM s, t € V

OPHEHTUPOBAHHOTO arukmyeckoro rpada G = (V, E) HaXOAUT KOJMYECTBO pas-
JIMYHBIX TyTEN U3 S B t.

3.24. TlocTpoliTe JMHENHBIN aJrOPUTM, KOTOPHIY IIpOBepseT, ecTh JI1 B JaHHOM
OpHEHTHPOBAaHHOM alUKJITYeCKOM rpade myTh, MPOXOAINI Yepe3 KaX yi0 Bep-
MIHY POBHO OJIMH pas.
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3.25. JlTaH opreHTUPOBaHHBIN I'pad, Kax 0¥ BepIIrHe U € V KOTOPOTo NMpUnrcaHa
yeHa (price) p,,, IpeAcTaBJEAIONIAsA cCOOOH LeJioe MoJIoXUTebHOe urciio. Onpefe-
JIMM MacCUB cost cJleyloIuM o0pa3oMm:

cost[u] = MUHMMAaJbHAsA IleHa BepIIrH, JOCTXXKUMBIX U3 u (BKJIOYas u).

Hanpuwmep, 3HaueHnsa MmaccuBa cost A BepmivH A, B, C, D, E, F rpada Ha
pucyHKe paBHH 2, 1, 4, 1, 4, 5. (LleHs! p,, yka3aHbl OKOJIO BEPIUINH.)

bt
-

5

Heo6xomiMo 3ao/IHUTh MacCuB cost AJI BceX BepLInH rpada.

(a) TlocTpoiiTe JMHEWHBIN aJTOPUTM 11 OPUEHTHUPOBAHHBIX AUUKJTUYECKUX
rpados. (IToxgckaska: o6pabaTeiBaiiTe BEPIIUHEL B OIPeNeIEHHOM HOpsKe.)

(b) OGoburTe amropuT™M Tak, YTOOB OH (ITO-TIpeXXHEMY 3a JIMHEHHOE Bpe-
M) pelliaj 3a7a4yy AJI1 IPOU3BOJIbHBIX OpUeHTHpoBaHHHIX rpados. (IToxackaska:
BCIIOMHUTE O MeTarpade 13 KOMIIOHEHT CUJIbHOW CBSI3HOCTH.)

3.26. Jiinepoavim yuksiom (Eulerian tour) HeoprueHTHUPOBAHHOTO rpada Ha3bIBaeT-
¢ 3aMKHYTHIH ITyTh, IPOXOOAIINI 10 BceM péOGpaM rpada poBHO 10 OJHOMY pasy.
B 1736 roay JleoHapz Diisiep pelins 3HAMEHUTYIO 3aJjady O KEHUTCOeprcKux Mo-
CTax, MOJIOXUBIIYI0 Havasio Teopun rpacdos. B Kéuurcoepre (B HacTosiIiee BpeMst
Kaminunrpapg, Poccust) iBa octpoBa u iBa 6epera peku ObL/U CBA3aHBI CEMbBIO MO-
CTaMU, ¥ BO3HHUK BOIIPOC: MOXHO JI1 0OOOHUTH BCe 3TU CeMb MOCTOB U BEPHYTbCA B
HCXO[HYIO TOUYKY, IPOMAA [0 KaXXIOMY M3 MOCTOB POGHO 00UH pas?
CootBeTcTByr0OmUN rpad npruseeH Hirke. OTMETHM, YTO B HEM eCThb KpaTHbIe
pé6pa (HecKoJIbKO pébep Mex [y apoii BEpIINH; MBI TAKOI'0 He J0IyCKaJI).

CceBepHBIN Oeper

MaJblil OCTPOB 60JIBIIION OCTPOB

I0’KHBIU Oeper

(a) HdoxaxwuTe, 4TO B HEOPUEHTUPOBAHHOM I'padpe ecTh IIJIEPOB ITUKJI TOTAA U
TOJIbKO TOTJa, KOTJ]A OH CBs3€H U CTeleHU BCeX ero BepIlINH YETHHI.
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(b) Jiineposvim nymém (Eulerian path) HassiBaeTcs myTh B rpade, mpoxons-
Ui 1o Kaxx oMy pebpy rpada poBHO oAvH pa3. [ kakux rpadoB Takoi MyTh
CyLeCTBYeT?

(c) Ilpu xakux ycJIOBUAX OPUEHTHPOBaHHAIN I'pad uMeeT 31JIepOB LIUKJI?

3.27. Jlea nytu B rpade Ha3bIBAIOTCA He nepecekarowyjumuca no péépam (edge-
disjoint), ec;m oHu He comepxaT obuux pédep. [Tokaxure, 4To B JETO6OM HEOpU-
eHTHUPOBAHHOM rpade BepIIMHB HEYETHOU CTeleHN MOXHO O0beJMHUTD B MapPhI
Y COeIMHUTb BePIINHbI KaX 0! Mapkl yTEM TaKUM 00pa3oM, YTOOHI BCe 3TU IIyTH
He IlepeceKach 1o péopaM.

3.28. Bxoaom 3adauu 2-esinosHumocmu (2-satisfiability problem, 2SAT) sBisercs
KOHBIOHKIMA 0u3b10HKMOG (clauses), Kax IpIH U3 KOTOPHIX ABJIAETCA QUIBIOHKIU-
el (ylormueckoe NJIN) mByx Jlumepasios, Tae JmTepaj— 3TO OysieBa nepeMeHHas
nwm e€ orpurnanue. TpebGyeTcs BBHIACHUTH, MOXHO JI1 BCEM IepeMeHHBIM (hopMy-
JIbI TIPUCBOUTD 3HAYEHUS true U false, BHIOJHUB GCe AU3BIOHKTHI. [IU3BIOHKT SIB-
JIAE€TCs BBITIOJIHEHHBIM, €CJIA XOTA OBl OAVH €ro JIMTepaJl UMeeT 3HaYeHue true.
Hanpumep, yToOB BEINOHUTE HOPMYITY

(63 VX)) A (X1 VXA (37 V) A(X3 Vxy) A(X1V xy),

MOXXHO IIPHCBOUTD IIepeMeHHBIM X1, X5, X3, X4 3HaUeHUA true, false, false, true
(cooTBEeTCTBEHHO).

(a) Haiigure Bce BBITIOJHAIOINIME HAOOPHI 3TON (POPMYJIBI.

(b) IIpugymatiTe mpuMep 3a4auu 2-BHIIIOJHUMOCTH C YETHIPbM: [TepeMeHHbI-
MM, IJI1 KOTOPOH HET BBHINOJHAIIIero Habopa.

Cetiuac mMbl ocTpouM 3¢GHEeKTUBHBIN aJTOPUTM IPOBEPKU 2-BBITTOJHUMOCTH,
OCHOBaHHBIH Ha IO CKe KOMIIOHEHT CUJIbHOM CBA3HOCTU. ITo BxoAdy I 3ajauu 2-BhI-
MOJIHUMOCTH C N IIEpeMEHHBIMU U M AU3bIOHKTAMU IOCTPOUM OPHUEHTUPOBAHHBIN
rpad G; = (V, E) crenyroumm o6pa3oMm.

+ 3aBeJIEM IO BepIIMHe I KaX 0! nepeMeHHO! 1[I OTPUL[aHMsA KaX 10 Iie-
pemeHHOI1. Beero, Takum o6pasom, 6yaeT 2n BepIINH.

+ Jlnsa xaxgoro qu3bioHKTa (@ V ) dopmyssl I mpoBenémM peGpo M3 OTpuifa-
HUA a B 3, a Takxke pe6po u3 otpurianus B B a (uepes a u [ 31ech 0603HAYEHBI
JmTepaJsbl, OTpULlaHNeM OTPUIIaHUA IlepeMeHHON CUUTaeTcsa cama IlepeMeH-
Has). Becero nosyuuTtcs 2m pébep.

OtmeTuM, YTO JU3bIOHKT (@ V §) 3KBHUBaJleHTeH KaK UMIUMKAuu & = f3, Tak u
vMImkanuu 3 = a. To ecTs B G; MBI IPOCTO 3aIKCAJI UMILIMKAIIIH, CIeAyIOIIe
nsl.

(c) IlocTpotite rpad a1 GopMyJHl U3 IIpHMepa BhIIIIe, a Takxe i1 GOpMYJIbL,
MOCTPOEHHOI Bamu B myHKTe (b).

(d) IokaxwuTe, uToO ecm B G; €CTh KOMIIOHEHTA CUJIbHOM CBA3HOCTH, COZlEpXka-
m1as OAHOBPEMEHHO X U X I HEKOTOPOI NepeMeHHOH X, TO I HEBBINOJHUMA.

(e) Ilokaxwure Terneps OOpaTHOE: €CJ HU OHA KOMIIOHEHTA CUJIbHOWU CBSI3HO-
ctu rpada G; He COOEepXUT OAHOBPEMEHHO JIMTEpaJia U ero OTpULlaHusA, TO Gop-



YnpaocHenus 103

Mysa BeinosHuMa. (Ilofckaska: MoKaxuTe, YTo CJIeAyI0IIUI aTOpUTM CTPOUT BHI-
MOJHA N HAbop 111 dopMyJbl. Beibripaem B MeTarpade G; KOMIIOHEHTY-CTOK
Y [IprcBavBaeM 3HauyeHMe true BceM JMTepajiaM M3 He€ U 3HayeHue false OTpU-
LIaHUAM BCeX TaKUX JIMTepaJioB, IOCJe Yero BEIKUpIBAaeM BCe JMTepasibl, y KOTO-
PBIX yXe eCTh 3HaUYeHU. )

(f) HakoHel1, UCITOJTb3ys BCE IIPUBENEHHBIE BBIIIE U/IEU, TIOKAXUTE, YTO 3a/1aua
2-BHITIOJIHUMOCTH PEeNIaeTcs 3a JIMHEHHOE BpeMS.

3.29. BuHapHbeIM omHouweHuem (binary relation) Ha KOHEYHOM MHOXeCTBe S Ha-
3bIBaeTCs MHOXECTBO R ymopsifoueHHbIX nap (x, y) €S x S. Ecym, Hanpumep, S
SABJIIETCA MHOXECTBOM JIOJIel, To mapa (x, y) € R MoXeT 03HayaTh, YTO X 3Ha-
eT y. OmHouteHuem sxaudateHmHocmu (equivalence relation) Ha3siBaeTcs GuHap-
HOe OTHOIIIeHUe, YIOBJeTBOPsAIolee TPEM CBONCTBAM:

+ pednexcuBnocTs (reflexivity): (x, x) €R s Bcex x €S;
* CUMMETPUYHOCTh (symmetry): ec (x, y) ER, Tou (y, x) €ER;
* TPaH3UTHUBHOCTSH (transitivity): ecym (x, y) €Ru (y,2) €R, Tou (x,2) €R.

Hanpumep, oTHOIIeHNE «y X U y OHUA POXJEHUA B OJUH JeHb» ABJEIETCS OTHO-
IieHreM 3KBUBAJIEHTHOCTH, a «X ABJIIETCS OTLIOM Yy» — HeT (He BBINOJHAETCA HU
OJIHO 13 TPEX yCJIOBULA).

[TokaxuTe, YTO OTHOILIEHHE 3KBMBAJICHTHOCTH pa3buBaeT MHOXECTBO S Ha
HemepeceKkaliecsi MHOXeCTBa Si, Sy, ..., S, (To ectb S=S; US,U...US, u
S;NS; =@ Iy BCeX 1 # j), IpU 3TOM

+ moOble Ba 3JleMEeHTa OJHOTO MOAMHOXECTBA 3KBUBAJIEHTHHI: (X, y) € R A

JMoGBIX X, y 13 HOOOro S;;

* 3JIEMEHTHI K€ PA3HBIX [TO]MHOXECTB He dKBUBAJIEHTHHI: (X, V) ¢ R i1 HOOBIX
XES;MyES;Ipui#j.
(TTomckaska: MpeCcTaBbTe€ OTHOIIEHME SKBHUBAJIEHTHOCTH KaK HEOPUEHTHPOBAH-
HBIU rpad.)

3.30. Ha c. 93 MBI BBeJIM OTHOILIIEHHUE «X CBA3aH C y» Ha MHOXECTBE BEPIINH OpUEeH-
mupogaxHozo rpada. IlokaxuTe, 4YTO OHO ABJIAETCA OTHOIIEHNEM 3KBHUBAaJICHTHO-
ctu (cM. mpefdplAylliee yipaxkxHeHUe) U pa3buBaeT rpad Ha KOMIIOHEHTHI CUIbHOM
CBSA3HOCTH.

3.31. KomnoneHmut d8ycaazHocmu. PaccMOTpUM HEOPUEHTUPOBAHHEIN rpad G =
= (V, E). Bynem roBopurs, 4To ¢ ~ ¢’ s aByX pébep e, e’ € E, ecm e = ¢’ nm xe
CYIIECTBYET IPOCTOM LIUKJI, COAEPXAaIINi ONHOBPEMEHHO ¢ U €.

(a) ITokaxure, YTO OTHOILIEHNE ~ ABJFIETCA OTHOIIEHHEM 5KBHBaJIEHTHOCTU
(cM. ynpaxneHue 3.29).

KJaccel 5KBHBaJIeHTHOCTH, Ha KOTOpBle JaHHOE OTHOIIeHve pa3buBaeT MHO-
KecTBO pébep, Ha3hIBAKTCA KomnoHeHmamu dgycesasHocmu (biconnected compo-
nents) rpada G. Mocmom (bridge) HasbiBaeTcs pe6po, B KOMIIOHEHTY JIBYCBS3HO-
CTH KOTOPOTO BXOAWT TOJBKO OHO caMo. Toukotl couwreHeHus (Separating vertex)
Ha3bIBaeTCs BepllrHa, yiajleHe KOTOpoii JiesiaeT rpad HECBA3HBIM.



104 [nasa 3. lekomnosuyus epagos

(b) Pa36eiiTe pébpa IpUBEIEHHOTO HIKe Tpada Ha KOMIIOHEHTH JIBYCBSA3HO-
CTH, HAMAWTE MOCTH U TOYKY COUJIEHEHUS.

TaxuMm 06pa3om, MHI IoJlydaeM pa3OreHne peébep Ha KJIacChl 5KBUBAJIEHTHOCTHU
(IBYCBs3HBIE KOMIIOHEHTHI); OQHOBPEMEHHO MBI NoYmu 4mo pa30rBaeM BepIINHEI
rpada Ha KJaccel. A IMEHHO:

(¢) [ xax 101 KOMIOHEHTHI IBYCBA3HOCTH PACCMOTPUM MHOXECTBO KOHIIOB
BXOJSIIIUX B 3TY KOMIOHEHTY péGep. [TokaxxuTe, 4TO 3TH MHOXECTBA IJIA1 IBYX pa3-
JIMYHBIX KOMIIOHEHT JIBYCBA3HOCTH JIMOO HE MepPeCceKan TCs BOBCE, MO0 mepeceka-
I0TCA [I0 TOYKE COUYJIEHEHUS.

(d) CrsiHeM Temeph KaX[yl0 KOMIOHEHTY ABYCBSI3HOCTU B OTJEJIbHYIO «MeETa-
BEepILUHY», COXPAHUB TAaKXXe BCE TOUKU COUieHEHUs (Takum obpa3oM, MeTaBep-
IIMHA-KOMIIOHEHTa OyZeT coefMHEHa CO BCeMU e€ TouKaMu cowyieHeHus). [Toka-
XUTe, YTO HOJIyYeHHBIN rpad ABJAETCA JePEBOM.

KoMIOHeHTHI JBYCBA3HOCTH, MOCTHI ¥ TOYKY COYJIeHeHUs rpada MOXXHO HANTH
3a JIHeHOe BpeMsI IIPH IIOMOIIY IIOKCKA B IVIyOUHY.

(e) IlokaxwuTe, YTO KOPEeHb JepeBa MOKCKa B IJIyOUHY ABJEIETCSA TOUYKOM couJle-
HEHUs TOTJ}a U TOJIbKO TOT[a, KOrjia y Hero 6osiee OHOTO pebéHKa.

(f) TTokaxxuTe, YTO HEKOPHEBAsA BEPIIMHA V [epeBa MOUCKA B TJIyOUHY ABJIAET-
CA TOYKOM COUJIEHEHUA TOT/Ja U TOJIbKO TOT/A, KOTJa y Heé ecTh PeGEHOK V', 1y
KOTOPOT'O HU V', HY €r0 MOTOMKU He UMEIOT 06paTHOTo pe6pa, BeyIIEero B mpeKa
BEpIIUHH V (CaMO V He CUMTAEeTCS CBOUM MPEIKOM).

(g) Juia kax a0 BepIIMHBL U MOJI0KUM low(u) paBHBIM MUHUMAJIbHOMY 3Ha-
yeHUI0 cpeau pre(u) U Bcex 3HaYeHUE pre(w) A BceX 0OpaTHBIX pEdep (v, w), ¥
KOTOPBIX V — IIOTOMOK U. [TokaxuTe, YTO MacCUB 3Ha4eHUH 1ow MOXHO 3aIl0JHUTh
3a JMHeHoe BpeMs.

(h) IMokaxwuTe, Kak HAWTH KOMIIOHEHTHI IBYCBA3HOCTH, MOCTHI ¥ TOUKHU COYJIe-
HeHusA rpada 3a ymHeliHoe BpemA. (Iloackaska: UCIO/b3yiTe 3HaUeHNA MaccuBa
low U1 HAXOX IEHWs TOYEK COYIEHEHU . 3allyCTUTe MOUCK B IJIyOUHY € AOIOJHU-
TeJIbHBIM CTeKOM pEGep, yTOOBI 0 OAHOU yNAJATh KOMIIOHEHTHI ABYCBSA3HOCTH.)



I'maca 4

[Tyt B rpadax

4.1. PaccrosHua B rpade

[Touck B riyO6uHY He TOJbKO OBICTPO HAXOAWUT BCE BEPUINHBI, IOCTIKUMBIE U3 Ha-
4yaJIbHOM, HO U CTPOUT AepeBo, cofepxkaiiee nmytu K HUM (puc. 4.1). OgHako atu
IyTU He 00sA3aTesibHO OyAyT kpamuatwumu: Hanpumep, ot S o C MOXHO OO-
6paTbcs 10 OTHOMY pebpy, B TO BpeMsi KaK IOVCK B IJIyOUHY HAXOAUT MyTh U3 TPEX.
A xak pckaTh KpaTJaiiiiye, Mbl U3y4rM B 5TOH IJlaBe.

PaccmosHuem (distance) mexAy OByMA BepUIMHAMH HEOPUEHTHPOBAHHOI'O
rpada OyneM HasblBaTh JJIMHY KpaTdyauIlero nyTu MeXJy HUMM, U3MepeHHYIO
B pé0pax. ¥ 3TOro MOHATUA ecTh IPOCcTol dusndeckuii cMmeiciL [IpeacraBum cebe
rpad u3 mapukoB (BeplINH), COeJMHEHHBIX HUTKAMH OJJMHAKOBOU UIMHHI (PED-
pamn). [loraHeM rpad BBepx 3a BepLIMHY S; 3a Hell IOTAHYTCA BCe BEpLIMHEI,
JOCTHXHMBIe 13 s. UTOObI HAaWTU pacCTOAHUA OT HUX [0 S, MBI MOXeM Tellepb
NPOCTO U3MEPHUTh, HACKOJIbKO OHU HUXE .

Hanpuwmep, Ha puc. 4.2 paccTosiHre MeXy BepIiuHaMu S U B paBHO 2, U eCThb
JBa KpaT4auimx myTu Mex Ay Humu. Korma rpad noaseneH 3a S, Bce pédopa 3TUX

Puc. 4.1 (a) ITpocroii rpad u (b) ero nepeBo moucka B riyOHHY.

@ (BE)—(s)—(a) (b) (s)

Puc. 4.2. dusnueckas mopesb rpada.

A yobe
D C—8B \ oY
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JByX myTeli HaTAruBawTcsa. A pebpo (D, E) mpoBUCaeT, MOCKOJbKY He BXOAUT HU
B OJIIH U3 KpaTYalllinX NyTel 13 BEPIINHHI S.

4.2. Tlouck B IUPUHY

Bepuinnel rpada puc. 4.2, noBemeHHoro 3a S, pasbuBalnTCa Ha cJou: cama S,
BEPILIMHbBI HAa pacCTOSAHUHU 1 OT S, BepUIMHBI Ha PacCTOAHUM 2 U Tak Jajee. Mox-
HO HaXOJUTh PacCTOSAHMA OT S JI0 BCeX BepIINH, I1epexofsd OT YPOBH:A K YPOBHIO.
Korpa BepmiuHb ypoBHEH 0, 1, 2, ..., d onpeiesieHbl, JIETKO HANTH BEPIINHbI YPOB-
HA d + 1: 3TO IpOCTO ellé He IPOCMOTPEeHHbIEe BEPIINHEI, CMeXHbIe C BepIIrHa-
MU ypoBH: d. DTU pacCyXAeHHsA HATAJKUBAIOT HAC HA aJTOPUTM, pabOTAIO I B
KaXIBIII MOMEHT C JBYMsI YPOBHSMI: HEKOTOPHIM YPOBHEM d, KOTOPBIH yXXe MOJ-
HOCTBI0 U3BECTeH, U ypoBHeM d + 1, KOTOPHIIT HAaXO[UTCS IPOCMOTPOM cOcelieit
BEPILIWH YPOBHA d.

[Mowuck B mupuHy (breadth-first search, BFS) HemocpeacTBeHHO peaym3yeT 3Ty
npoctyio ugeio (puc. 4.3). U3HauaabHO ouepefp Q CONEPXXKUT TOJBKO BEPIIMHY S,
TO eCcTh BepIINHY Ha paccrosHuu 0. J[Jid KaxAoro MOCJeAyIIlero pacCTOAHUA
d=1,2,3, ... HaUAETCA MOMEHT BpEMEHHU, B KOTOPBIH Q COAEPXUT BCE BEPIIHBI
Ha pacctossHuu d ¥ ToJbKo uX. Korma Bce 3Tu BepmuHb OyayT o6paboTansl (13-
BJIeUeHBI U3 ouepe/ii), UX HeIPOCMOTpPEHHBIE cOCeqU OKaxyTcs N0OaBJIeHHBIMU B
KOHeIl ouepe/iii, TO eCTh MBI IIEPEHAEM K Clle[lylolieMy 3HaueHuo d.

3amycTuM 3TOT aJrOpUTM JjI BepmuHE S B rpade puc. 4.1. Cuurtaem, 9TO CO-
ceay KaxJoN BeplINHBI oOpabaTeiBaloTcsA B ajihaBUTHOM nopsaxe. Ha puc. 4.4
cJieBa IIoKa3aH NopAA0K 00xo/a BepllINH, a clipaBa M300pakeHO AepeBo IIoKcKa B
mupuHy. OHO COAepXXUT TOJIbKO pé0pa, IpU nepexojie o KOTOPEIM OOHapyKHBa-
JICh HOBHIE BEepUINHEBL. B oT/miume oT iepeBa nouvcka B IJlyONHY Bce IMyTH JaHHOTO
JepeBa Cc HauajoM B S ABJIIOTCA KpaTyaimuMu. [TloaToMy oHO Ha3biBaeTcs depe-
8om kpamuatiwux nymeti (shortest-path tree).

Puc. 4.3. Tlonck B IKAPUHY.

mpouexnypa BFS(G, s)
{Bxon: rpad G(V,E), Bepmma s€V .}
{Bexom: mms BCeX BepmMH U, HOCTUXHMHX W3 S,
dist[u] 6ymeT paBHO paccTosHWO OT S ZO U.}
I BCeX BepumH UEV:
dist[u] « o0
dist[s] <O
Q «— {s} {ouepemp mz ommoro smemexTa}
moka Q He mycTo:
u «— EJECT(Q)
s Bcex pébep (u,v)€E:
ecmm dist[v] =o00:
INJECT(Q, v)
dist[v] «—dist[u] +1
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Puc. 4.4. PesysbTar nomcka B IMpUHy 1A rpada puc. 4.1

MOPAA0K cofepxaHue ouepeaud
nocemieHus | mnocjie 06paboTKU BepUINHBI a
[S]
S [AC D E]
A [C D E B]
A D @ © @ ®
D [E B]
E [B]
5 g (®)

DTOT aJrOpPUTM MOXHO IIPUMEHATh U K OpUEeHTHPOBaHHBIM rpadam. B Hux To-
K€ MOXHO OIpeJie/MThb PacCTOSHHE OT BePHIMHBI S [0 BepIIMHb I Kak MHUHH-
MaJlbHOe 4KcJio pébep, KOTopoe HaJo NMPONTHU (B MX HallpaBjeHWM), YTOOHl U3 S
nonacTb B T. PaccTossHMe npu 3TOM yxXe He OyeT CMMMETPUYHO, HO MOHATHE
KpaT4aullero myTy MMeeT CMBICJL, ¥ Hall aJTOPUTM MO-NIPeXHeMY T'OJUTCA.

KoppekTHOCTDh U BpeMA pabOThI
YbemumMcA B KOPPEKTHOCTU aropuTMa. Mel yTBepxaaeM, 4TO

mmaBcexd =0, 1, 2, ... HAUAETCA MOMEHT BpeMeHH, Korpa: 1) AJisa Bcex Bep-
IIVH Ha PacCTOsHUU He GoJiee d 3TO pacCTOAHME yXKe IOMENEHO B MaCcCUB
dist; 2) 19 BCceX OCTaBIIMXCSA BEPIIMH 3HAYeHUs B dist paBHBI 00; 3) oue-
pellb CONEPXXUT B TOUYHOCTHY BEPIITHHBI HA PACCTOAHUM d.

JaHHoe yTBepXxAeHUe JIeTKO JOKa3blBaeTcsA 0 MHAYKIMY (IIpoBepbTe).

Kak u B cjlyuae mourcka B riiyOuHy, BpeMsi pabOThl OVMCKA B IMIUPUHY JETHEH-
HO, TO ecTb paBHO O(|V| + |E|). HdeficTBuUTEbHO, KaXJasi BEPIIMHA TOMEI[AeTCsa
B OoYepe/ib POBHO OAWH pa3 — Ipu e€ oOHapyxeHuu. IloaToMy obIiee KOJMYeCTBO
omeparuii ¢ ouepefpio ectb 2|V |. Bes ocrasinasics paboTa mpou3BOOUTCs BO BHYT-
peHHeM IuKJie ayroputma. Ha ato TpeGyercst Bpemsi O(|E|), HOCKOBbKY KaXkj0e
pe6po B JaHHOM LIMKJIe IPOCMaTpUBaeTcs OuH pa3 (111 OpreHTUPOBaHHBIX I'pa-
¢$oB) mym fBa pasza (11 HEOPUEHTHUPOBAHHBIX).

Tenepb, Korga Mbl 3HaeM M IIOUCK B IVIyOMHY, U IIOMCK B IIMPHHY, UHTEpec-
HO CPaBHUTH UX crocoObl 06xoa rpada. [Touck B rilyOUHY CTPEMUTCA BIEPEL, U
BO3BpalllaeTcsA Ha3ak, YTOOBI TONTU BOOK, TOJIBKO €C/ Bliepeay yXe HeT HOBBIX
BepiIrH. [103TOMy OH MOXeT A0JIro I00MpaThCA A0 BepUIMHEL, KOTOpas HaXOAUTCA
coBceM Om3ko (puc. 4.1). [Torck B myprHy 06XOAUT BepUIMHEL B IOPAAKE YBeJ-
YeHUs pacCTOSAHUI 10 HUX OT HauyaJIbHON BepUIMHEL, KaK (GPOHT BOJHBI Ha BOJE.

Ecym B asropuTMe noucka B IIMPHHY 3aMEeHUTh ouepefp Ha cTeK (BhIHUMaeT-
Cs1 IEPBBIM TOT 3JIEMEHT, KOTOPHII MOJIOXKEeH MOCJIeqHUM), TO OH IIpeBpaTUTCA B
[IOMCK B IJIyOHHY (B HepeKypCUBHOM BapUaHTe).

[Tpu noucke B MUPUHY HAC MHTEpPeCylOT PacCTOSHUA OT S, I03TOMY MBI He
Iepe3anyckaeM IIOUCK B IPyrUX CBA3HBIX KOMIIOHEHTax (HeJOCTYIIHble BepLINHEI
MIPOCTO UTHOPUPYIOTCA).
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4.3. l)mHbI pédbep

B ayropuTtMe mnoucka B IIMPUHY Mbl CUMTaJ1 Bce pé6pa OOUHAKOBO A/IMHHBIMU.
Ha npakTtuke 510 00BIYHO He Tak. Hanpumep, ecm Bo efeTe u3 CaH-OpaHI[ICKO
B Jlac-Berac u xoTuTe HaliTM ONTUMAJIBLHBIN ITyTh, HAAO YYUTHIBATh JJIMHEI PEGep
B gopokHoM rpade (puc. 4.5). B maHHOM pasnesie Mbl OyZileM CUHUTaTh, UTO Kax-
oMy pebpy rpada e € E npunucana ero «iywmHa» [,. s e = (u, v) 3TO 4UCII0 MBI
Oynem Takxe o6o3HayaTh uepes [(u, v) wm [,,,,. PeasibHO 3TO MOXeT OBITh [yIMHA B
KUJIOMeTpax, WM BpeMs B Yyacax, WM lieHa OusieTa B pyOJssax (B 3aBUCUMOCTU OT
TOTO, YTO MBI ONITUMU3MPYeM). B HEKOTOPBIX CUTyalUAX OKa3bIBAIOTCA MOJIe3HBI-
MM JaXxe OTpULlaTesIbHbIE JITHBEL.

Puc. 4.5. lopoxHsii rpad

95 CakpaMeHTO

Can-®paHLKCcKo Puno

409 Betikepchrig "

% w
275

Jloc-Anmxenec Jlac-Berac

4.4. AsmroputM JleMKCTPBI

4.4.1. Momgudukanysa NOUCKA B IIUPUHY

[Tycth mymiHBEL BceX pébep — HaTypaJbHBle unca. Torga 3ajjauy movcka KpaTdaii-
1Iero MyTyd MOXHO CBeCTU K cJiyyar pébep JJIMHEI 1, pacCTaBUB Ha BCeX AOpPOrax
«BEPCTOBHIE CTOJIOB» U OOBABMUB MX HOBBIMH BepIINMHaMU (COOTBETCTBEHHO pas-
6uBaloTca u péopa). Ctapble BEpIIMHBL U PACCTOSHUSA MeX Iy HUMU OCTaHyTcs 0e3
M3MeHeHUH, TaK YTO MOXHO HalTH 3TU PacCTOSHNA, 3allyCTUB MOUCK B MNPUHY
Ha HoBOM rpade (puc. 4.6).

Puc. 4.6. Pazbnenue pébep Ha eqUHUYHbBIE KYCKHU.
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BYMIbHUKA

OdeBUIHBIN HEJOCTATOK TAKOT'O PelleHUsA COCTOUT B TOM, YTO MPU JJITHHBIX PEG-
pax Hy>XHO MHOTO BCIIOMOTaTeJIbHbIX BEPIINH, 1 aJTOPUTM OYIeT TPaTUTh MHOT'O
BpeMeHH, JBUTasch OT OJHOr0 CToJiba 40 APYyroro.

Jlna mpuMepa paceMotpuM rpad G u rpad G’ ¢ 106aBJeHHBIMU BEPIIUHAMH,
roka3aHHble Ha puc. 4.7. 3amycTum U3 S MOUCK B IIMPHUHY (CO CKOPOCThIO ped-
po 3a MuHyTy). Toraa nepsbie 99 MUHYT OH OyJieT ABUraThCA BAOJL S—-A U S-B ot
crosba K cTosoy. Ha 3To 1 cMOTpeTh CKYyYHO, TaK YTO MBI JIy4llle ITOCIMM [0 TO-
ro MOMeHTa, Korfja MPOU30MIET YTO-TO MHTepecHoe (MBI IOMAEM [0 HACTOAMIEN
BepiuHbl). [ToctaBuM JiBa OyausbHUKA: oauH Ha BpemsA 100 111 BepIIUHEL A, BTO-
poii —Ha 200 s B. IlepBriil cpaboTaeT paHblle: IOMCK JOMAET cHavaJsa Jo Bep-
muHb A. I3 A HaYHETCS HOBOE ABMXKEHUe, KOTopoe AOHIET A0 B B MoMeHT 150
(panbIne, yeMm JBUXeHUE U3 S).

Puc. 4.7. Tlonck B mUpUHY Ha HOBOM rpade. [TyHKTUpPHBIE JIMHUM IOKa3bIBAIOT HaYaJ IbHbIE
«(hpPOHTHI BOJIH».

G: G':

\ \ \ \
\ \ \ \

100 e \ \ \ \ B
\ \ \ | -7
| \

G | ceng
| ! 4
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OnuiieM cuTyanuio B oblleM BHe: [IOMCK B MUPUHY NPOABUraeTcs Mo péod-
pam rpada G, u U KaXJOU BEPIINHBI YCTAHOBJIEH Oy/MJIbHUK Ha OXHUIaeMoe
BpeMs IIpUOBITHA yXe 3allylleHHoro ApkeHus. (PeasbHO MOMCK MOXeT MPUNTU
TyJa U paHbllle, IPO/iA Yepe3 ApYyT'ylo BeplINHY, Kak 3To ObLJI0 B ipuMepe.) [1as-
Hoe: noka He cpabomaem xoms 66t 00UH OYOUJTbHUK, HUYE2O UHMEPecHOeo He Oy-
dem (aBrKeHUe OyAeT MPOI0JDKAThCA MO pé6pam). 3BOHOK OyqUIbHMKA O3HAYAET,
YTO [IOMCK B HIMPHHY JoOpaJjics IO HEKOTOPOI BepIINHEI McXoqHoro rpada u € V.
B 3TOT MOMeHT HauMHATCA ABWKEHUA 10 pédpaM, NCXOAIIUM U3 U, U 9TO Ha-
JI0 y4ecTb B X KOHIIEBBIX BepIINHAaX U llepe3aBecTy OyAUJIbHUKN Ha KOHI[AX dTUX
pébep (ecm1 HOBOe BpeMsi IPUOKITUA paHblile MpeXxHero). BoT cxema ayroputMa:

+ 3aBecTu OyMMJIbHUK JUIA s HA BpeMs 0.

+ Iloka ecTb 3aBeJi€HHBIE, HO He cpaboTaBline OyAUIbHUAKU:
— B3aTh camblli paHHUH U3 HUX (IIyCTh OH B BepIIVHe U Ha MOMeHT T').
— KoHcraTupoBarts, 94TO paccTosHMe OT § [0 U paBHO T.

— JlyiA KaXx 10U BepILINHHBI V, CMeXHO! c U B G:
ecJM JijIs BEpIIMHL Vv OyIUJIbHUK elllé He 3aBeJiEH, 3aBeCTU ero Ha BpeMs
T+ (u, v);
ec/m OyMUIbHUK 3aBeJIEH Ha BpeMs, Gosbiee yem T + [(u, v), To mepecra-
BUTD €ro Ha 3TO MeHbIllee BpeMs (a MHave OCTaBUTh KaK ObLIIO0).
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AJTTOPUTM JIEMKCTPbI

Ajroput™M ¢ OyOWJIbHUKaMU HaxOAWT KpaTdaiilive NyTH B rpadax ¢ IMOJIOXKU-
TeJIbHBIMU IleJibiMu BecaMu. OH IpaKkTU4ecKu T'OTOB K KCIIOJb30BaHUIO, OCTa-
JIOCh TOJIBKO KaK-HUOYIp peaym30BaTh MexaHU3M OyuUbHUKOB. [logxomsamas i
3THX LleJIel CTPYKTypa OAHHBIX Ha3BIBAETCS 04epedblo ¢ npuopumemamil; OObIYHO
eé peaJM3yIOT C IIOMOIIbI0 Kyuu. Ouepesp ¢ MPUOPUTETAMU XPAaHUT MHOXECTBO
37IeMeHTOB (B HallleM cJIy4yae — BepIIMH rpada) U COOTBETCTBYIOLIMX UM YHCJIIO-
BBIX 3HaUeHUI — KJI0Uel (oxXugaeMoe BpeMsi, B KOTOpOe IIPO3BOHUT OYUJIbHUK)
Y BHINIOJIHAET CJle/lyloliyie olepanuu:

INSERT: o6aBUTh HOBBIM 3jleMeHT (C yKa3aHHBIM KJIFOUOM) B ouepelp.

DECREASEKEY: yMEeHBIINUTh KJIOY, COOTBETCTBYIOIIUI 3aJaHHOMY 3JIEMEHTY
ouepeny, 10 33]aHHOTO 3HAYEHU.

DELETEMIN: BbIAATh 3JIEMEHT C MUHHMAaJIbHBIM KJIIOYOM, yAaJIMIB €ro 13 o4e-
pemm.

MAKEQUEUEI MOCTPOUTH Oo4Yepeab U3 3aJaHHBIX 3JIEMEHTOB C KJIHOYaMU (BI)I,I[e-
JIAETCA B OCOGYIO orepanuio, IOCKOJIbKy MHOr4a 3TO 6bICTpee, yeM JJIO6aBJ'[HTb
BC€ 3JIEMEHTHI 110 oqepe}:uzl).

C nmoMmo1Isi0 NEePBLIX ABYX Ollepaliii Mel OyJieM CTaBUTh U MepecTaBJIATh Oy-
JAJIbHYIKY, a C IIOMOIIbIO TPETbeﬁ — Y3HaBarTh, KaKoOH 13 6YJI[/IJ]])HI/IKOB IIPO3BOHUT
cnenyromum. Beé BMecTe gaét aseopumm [Jetikempst (DDkstra) movcka KpaTyaii-
mux nyreii (pucyHok 4.8).

Puc. 4.8. AsroputM JIe¥IKCTPHL I HAX0X IeH!s KpaTyalimx myTed.

npouexnypa DIJKSTRA(G, I, s)

{Bxoxn: rpad G(V,E) (opueHTMpOBaHHBI! MM HET) C HEOTPUIATEIbLHHIMU
mmsavu pébep {l,: e €E}; Bepmma s€V.}

{Brxozm: mmA BCeX BepumMH U, AOCTHXMMHX H3 S,
dist[u] 6ymeT paBHO paccTosmHwO OT § mo U (M OO0 OJA HEINOCTWKUMBIX) .t

INa BCeX BepumH UEV:
dist[u] « o0
prev[u] < nil
dist[s] <0
H «— MAKEQUEUE(V) {8 rauecTse kimoueit mcmoib3yoTca 3Hademms dist}
moka H me mycTo:
u < DELETEMIN(H)
nns Bcex pébep (u,v)€E:
ecmm dist[v]>dist[u] +1(u, v):
dist[v] «dist[u] +I(u, v)
prev[v] «—u
DECREASEKEY(H, v, dist[v])
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Puc. 4.9. AsroputMm JIeFIKCTPBI )11 Ha4aJlbHOU BEPIIVHEL A; I KX 0N UTepariuy mokKa-
3aHBI TeKyuue dist-3HaueHus. BHU3Y — iepeBO KpaTyakIux MyTeu.

8 8

Yepes dist[u] oGo3HaueHO BpeMsi, Ha KOTOPOE 3aBelJEH OYyAMUJIbHUK B Bep-
muHe u. Ecym oHO paBHO 00, 3HAUUT, OyIMJIbHUK AJI1 3TOM BEpLIMHEI ellé He 3a-
BOVLITHL. !

Msl Takxe HOO6aBWI B aJTOPUTM MACCUB prev: IJI KaXJON BEpIINHBI U MBI
TIOMHUM, OTKyZ]a B He€ BeJET KpaTyarmuii (0OHapy>XeHHBIN Ha JAHHBIN MOMEHT)
MyTh, ¥ 11O 3TUM CChLJIKAM MOXEeM IIPOUTU 3TOT NyTh B 0OpaTHyi0 cTopoHy. Ha
puc. 4.9 nokasaH npuMep pabOTHl aJTOPUTMa U MIOCTPOEHHOE MM JepeBO KpaT-
Yalmux myTen.

lO1mupe OT CIOBECHBIX OGBACHEHMET BHIIIE: MBI Cpasy JKe oMelllaeM B Ouepe/h 6yauIbHUKH 1
BCEX BEPIIVH, B TOM YIKCJIE U ellé He 3aBeféHHbIe (KJH0Y 00). IIycToi ouepeay B HaLIeM IpeplaylieM
ONMCaHUU COOTBETCTBYeT CUTYyallusdA, Korjja Bce OCTaBIIMecs B ouepeyd BepUINHBI UMeT 6eckoHed-
HBIH K04, OHU GyAyT OfHA 3a APYTOH U3bATH U3 OYepeay, HO He MOTpeOyIoT N3MeHeHN! KJFoYeH. —
Ilpum. ped.
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MsI nocTpony ayropuTm JleiKCTphl Kak COKpAIEHHYI0 BepCHI0 IIoKcKa B II1-
puHy B rpade ¢ JoOaBJeHHBIMU BepiirMHaMu. Ho TOT e aJroputM MOXHO 0ObAC-
HUTH U APYTUM CIIOCOOOM.

4.4.2. Jlpyroe o6bsCHeHNE

HauaB ¢ BepmuHE s, OyZeM I0CIeI0OBATEIbHO PACIINPATh MHOXECTBO R BEpIINH,
JI0 KOTOPHIX yXe HalifleHbl pacCTOAHUA U KpaTyaiimue nyTu. JJo6aBJATh BepLINHEI
B 3TO MHOXeCTBO OyZieM B IIOpAAKe yBeJIMUYeHNA paccTOSAHNM 10 HUX. Creayro1eil
HYXHO 100aBUTh BEpILIMHY V, pacCcTOsHNE OT S A0 KOTOPOIl MUHUMAJIbHO Cpe
BEpIINH, He NpuHaexanmux R. Kak HaliTu Takywo v?

[IpencraBuM cebe kpaTYalIINii MyTh U3 § B 3Ty CaMyl0 V; IyCTb U — IIPe.rio-
criefHAA BepmuHA. Ecom u He B R, TO moueMy ObI HAM He B3ATb U BMECTO V? Bellb
BepIIMHA U He AaJibllie OT s, yeM v. (Mbl Ipenosiaraem, 4T0 Bce JyIMHBI HeOTpHIia-
TeJbHBL.) BooOlije MOXXHO 3aMeHUTh vV Ha IIepBYyI0 BepIINHY He 13 R BOJb 3TOr0O
MyTH; IOCKOJIbKY JJIMHBI HEOTPUIIAaTeJbHEI, pACCTOsAHNE He YBeMunuTcA (a npu mo-
JIOXUTEJIbHBIX JJIMHAX — YMEHbIINUTCA):

BeiBoA: MOXXHO HalTH NOOXOJAILYI0 BEPIIUHY V, CPaBHUBAsA IyTH, KOTOPBIE OCTa-
10TcA B R 10 mocsieqHero MoMeHTa M JIMIIb Ha MOcJeJHeM Inare BBIXOJAT U3 R
(puc. 4.10). Y3 Takux myTel HaJjO0 BBIOpaTh camMbllii KOPOTKHUIL. BepiinHy, B KOTO-
PYyI0 OH BeJET, 1 HaJo N00aBUTH B R.

Puc. 4.10. YymHeHMe yxxe HallileHHbIX KpaTyakux myTeil Ha OgqHo pebpo.

MHoxecTBO BepiinH R

I[Tyteit 3THX MHOTO. [leJio yIpoIaeTcsi TeM, YTO, BO-IEPBBIX, PACCTOSAHUA M0
BEpIIMH B R MBI yKe 3HaeM U HyXHO JIMIIb J0OaBUTh NocjiefHee peGpo B MyTH, a
BO-BTOPBIX, KOrJja B R nobGaBsieTcs HoBas BepIIMHA V, KJIACC MHTEPECYIOINX Hac
MyTel MONOJHAETCS JMIIb MyTsAMU, KOTOPhIe Ha MPeoC/ieJHEM [Iare IPOXOOAT
Yyepe3 v. DTO NMO3BOJKIET He IPOCMATPUBATh BCe MYTU CHOBA, a JMIIb KOPPEKTH-
pOBaTh IPONLJBIE MUHUMYM C YYETOM HOBHIX ITyTel. [TojlydaeM Takylo cxeMy aj-
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roputMa, rae yepes dist[v] ofo3HaueHa TeKylas [yIMHA KpaTyakilero U3 omHo-
PEGEPHBIX paCIIMPEHMi, BeOyIUX B V (I BEPIINH, He ABJBIIOMIUXCA COCEIAMMU
BepivH U3 R, 3HavyeHue dist[v] paBHO 00):

nonmoxuts dist[s] < 0, a Bce ocTampmwe dist[-] — paBmm 00
R« {} {vmoxecTBO BepmmH C yxe HaliieHHEMN PaCCTOSHUAMU}
moka R#V:

BHOpaTh BepmmEy V €R C MumumManbHEM 3HauenweM dist[V]

mobasuTh V K R

s Bcex pébep (v,2)€E:

mna dist[z] >dist[v] + (v, 2):
dist[z] « dist[v] +1(v, 2)

JobaByieHre ouepeau ¢ mpuoputeraMu (C IMOMOIIBI0 KOTOPOI BBIOMpaeTcs
BepLIMHA ¢ MUHUMAaJbHBIM 3HaueHHeM) [OaéT yXe U3BeCTHBIII HaM aIropuTM
Heiikerpsl (puc. 4.8). Ero KoppeKTHOCTh MOXHO JioKa3aTh 10 UHAyKIuu. TouHee,
HaJI0 JIOKa3bIBaTh 10 UHAYKIUM, YTO IOCJe JT0OOT0 4Kcia uTepanuil BHEIIHEro
LKA

(1) natigéTca 3HaueHue d, AJI1 KOTOPOTO BCe BEPIIMHBI MHOXeCTBA R Ha-
XOZsATCs Ha paccTossHuM He Gojiee d OT s, a Bce OCTaJlbHble BEPIIMHBI — Ha
pacCTOSHUU XOTs ObI d;

(2) muts1 M06OIT BepIvHbI U 3HavYeHue dist[u] paBHO JIMHE KpaT4aiiiero
IOyTH OT § JI0 U, BCe BEPUIMHBI KOTOPOTO, HE CUMUTAs MOCJeHEl, JiexaT B R
(ecrm Takoro myTu Her, TO dist[u] = 00).

M= HauMHaM 06CyX leHNe ayropuTMa JleHIKCTphI ¢ Jo0aBJieHHs IPOMeXYyToU-
HBIX BEPIIMH U MpeAnoJaraj Tora, YTo JMHB pébep 1esmie. Terneps 3TO mpe-
MOJIOXKEHE yXKe HUKAK He UCIOJb3YeTCs.

4.4.3. Bpemsa paboTb1

Kak BuaHOo u3 puc. 4.8, asroputm Jle¥IKCTpEl OYeHb IIOXO0X Ha MOHCK B IIUPUHY,
HO paboTaeT OH [JOJIblile: NEMCTBUA C OUEpepl0 C IPUOPUTETAMHU CJIOXKHEE, YeM
omeparuu INJECT 1 EJECT aj1a o6eIuHOI ouepequ. OrieHuBas BpeMs pabGoThl, 3a-
METUM, UTO [IA CO3aHUA OUepe U C IPHUOPUTETAMU JOCTATOYHO HOCJIEJOBATEIb-
HO 100aBUTH B He€ Bce dyieMeHThI. [Io3ToMy omnepaius MAKEQUEUE paGoTaeT He
Josbie, yeM |V| omepanuit INSERT. OcTaérest oijeHuTh Bpems pa6oTsl |V| onepa-
1uit DELETEMIN u |V| + |E| omepartiuii INSERT/ DECREASEKEY. OlieHKa, KOHEUHO
e, 3aBUCUT OT KOHKPETHOU peayM3alii ouepey C MPUOPUTETAMH, a OHU Obl-
BalOT pa3Hble, KaK MBI YBUAUM B CJle[lylolieM pasfesie. Hampumep, peaymsaius ¢
ITOMOIIBI0 IBOMYHON Kyur HaéT oreHky O((|V| + |E|) log |V ).

4.5. Peaym3anuu ouepezieil ¢ IpUuOpUTETAMU
4.5.1. Maccus

CaMoe IpoCTOe — XpaHUTh KJEOYM B HEYIOpsA0YEeHHOM MaccuBe KJIodell A
BCEX BO3MOXHBIX 3JleMeHTOB (BepiivH rpada B aymropurtMme JeHKCTPBI), KaK-TO
oTMeuas yIaJ€HHBIe.
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Ormepanuu INSERT 1 DECREASEKEY paboTaT 6bicTpo, 3a BpeMst O(1), Tak Kak
3aTparvBamT TOJIBKO OJMH 3JieMeHT. B To xe BpeMs DELETEMIN TpeOyeT JIHEN-
HOro BpeMeHH paboThl: AJIA Iorcka MUHMMyMa HaJio IPOMTH BeCh MacCuB.

4.5.2. JlBonyHas Ky4a

B IBOMYHOI Ky4e 3JIeMeHTHl XpaHATCA B JBOMYHOM JiepeBe, Tie BEpIINHBI 3aI0JI-
HAIOT YPOBHU CBepXy BHU3 U (Ha OJHOM YPOBHE) cJieBa Hanpapo. XpaHUMbIe KJI0-
YU [IPY 3TOM J0JDKHBI 00J1a/1aTh TAKKM CBOMCTBOM: KJIt0Y 8 /0001l Gepuiute Oepeada
He npeablulaem 3HaUeHUA Kyouell e2o Oemeli (Tex, KOTOpPhIE ecTh B JiepeBe). OTCIo-
Jia cJie[lyeT, YTO KOPEeHb AepeBa BCErMa COJAEPXKUT HAUMEHbIINN KJHo4. [Ipumep
JBOUYHOM Ky4M cM. Ha puc. 4.11(a).

Omneparnyisa INSERT BHIIIOJHAETCSA CJIEAYI0 MMM 00pa3oM: HOBBIH 3JIeMeHT JoOaB-
JIAeTcA B [IepBYI0 JOCTYIIHYIO MO3UIMI0 Ha HIDKHEM YPOBHE JlepeBa U «BCILJIHIBAET»
BBepX IO lepeBy. DTO O3HAYaeT, YTO [10KA 3TOT 3JIEMEHT «Jlerde» (MeHblile) cBoe-
T'0 POAUTEJIA, OH MeHseTcs ¢ poautesieM Mmectamu (puc. 4.11(b)—(d)). KosmuecTBo
0oGMEHOB He TpeBHIIIAeT BBICOTH AepeBa, paBHOU |log, n], rae n — Kom4ecTBO
37IeMeHTOB B JiepeBe. ITogo6HRIM ke 06pa3om paboTtaet omeparus DECREASEKEY,
3a UCKJIOYEeHUEM TOT'0, YTO 3JIeMeHT yXe HaXO[UTCs B iepeBe, U eMy HYXKHO JIUIIb
«BCILJIBITh» [IOCJIe YMeHbIIeHUA.

Omnepauusa DELETEMIN 3a0upaeT 3JieMeHT M3 KOpHA AepeBa. OOpa3oBasiiee-
CA MTyCTOE MECTO 3AMOJHAETCA 3JIEMEHTOM U3 MOCJIeJHEN BEPIIUHbBI, KOTOPBIH 3a-
TeM «TOHET» (ITOKa OH OOoJIbIIIe XOTA ObI OAHOTO U3 AeTel, OH MEHAETCA MEeCTaMHU C
MEHBIIUM 13 AeTel, cM. puc. 4.11(b)—(d)). Dta omeparius Takxe TpebyeT BpeMe-
uu O(log n).

3amosHeHUe JepeBa CBepXy BHU3 U CJieBa HAIMpPaBO MO3BOJIIET XPAHUTH €ro
3JIEMEHTHl TOMPsAA B yKa3aHHOM Mopsake. Ecsm HymepoBaTh C €IWHUIIBI, TO
JeTbMU BepLIMHBI j OynyT 2j u 2j + 1, a pomutenem 6ynet |j/2]| (ympaxHe-
Hue 4.16).

4.5.3. d-uyHasa Ky4a

B nBoMYHON Kyde y KaX[J0H BEpPUIMHHI IO ABYX AeTeii; B d-w4HOUI — 10 d. DTO
COKpaIaeT BBICOTY AepeBa A1 n deMeHToB 0 O(log, n) = ©((log n)/(log d)).
Omepanus INSERT yckopsietes B O(log d) pas, Ho DELETEMIN 3aMezisieTcsi [0
O(d log, n). (IIoHATHO 1, B 4éM TYT JIeJI0?)

Takyio Ky4y CTOJIb Xe JIETKO XpaHUTb B MaccuBe. PoauTesieM BepIIUHHI j 5B-
naercs BepmmHa [(j — 1)/d], a nerbmu — BepmnHbl (j — 1)d + 2, ..., (j — 1)d +
+(d +1)=jd + 1 (Te u3 HUX, KOTOphIe He GOJbIIE N, CM. yipaxHeHue 4.16).

4.6. Kparuaiilmue nyTU U oTpULIaTeJIbHbIE Beca

4.6.1. PéOopa oTpUIIaTEJIbHOTO Beca

AsropuTtMm JIeHIKCTPBI OCHOBAH HAa TOM, YTO HA KpaT4auiieM IMyTH OT HayaJIbHOU
BEPIIMHEI § JI0 JEOOOI BEPLIMHEI V BCE IPOMEXYTOYHbIE BEPIIMHEL He JaJIbIIe OT
HayaJsa, 4eM v. DTO yCJIOBHe MOXeT HapylaThcs, ecyi B rpade ectb pé6pa oTpu-
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Puc. 4.11. (a) [BonuHas ky4ya u3 10 syseMeHTOB. [loka3aHbl TOJBKO 3HAUEHUs KJTHOYEL.
(b)—(d) Kymou 7 nob6aBisieTcss BHU3 u BemubiBaeT. (e)—(h) Ipu onepaiuu DELETEMIN KO-
peHb yaajieTcs, a MecTo 3aloJIHsAeTCs MOoCJieJHUM 3JIeMeHTOM, KOTOPhIN 3aTeM TOHeT.

(a) (3) (b) (3)
(1) (5) (10) (5)
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Kakyio peaym3anuio ouepeay ¢ IpHOpPUTETaMHU BhIOPATh?

Bpewms paboTsl aroputMa JIeHKCTPhI CHJIbHO 3aBHUCUT OT BRIOPAHHON pea3a-
1[I OYepeay C mpuopureTramu. Hirke mpuBeieHbl BO3MOXHbBIE BADUAHTHI.

INSERT/ |V | X DELETEMIN
Peaymaums Dzl DECREASEKEY | (|V| + |E|) X INSERT
Maccus o(v] 0(1) o(|V]?)
Meonunas kysa | O(log [V|) | O(log |V]) o((IV|+|E|) log [V])
dmmanysa | 0(“REF) [o(2) | o(Uvi-d+IEDTET)
Kyua ®ubouauyuu | O(log |V]) 0O(1) (amopt.) | O(|V|log |V| + |E|)

Jlaxe mpocTeiiias peajmMsanys ouyepey ¢ IpUOpUTeTaMH Ha 6ase MaccuBa
naét npueMsemoe Bpemsa O(|V|?), a mpy Mcnob30BaHNUK JBOMYHOM KY4H HOJTy-
gurest O((|V | + |E|) log |V]). UTo npennoutuTebHeE?

BC€ 3aBHCUT OT TOTO0, sIBJIAETCs rpad paspedxceHHbIM (drcsio pEbep AoCTaToy-
HO MaJio) WM MJIomHeiM (Yucjo pEGep AOCTATOYHO BEJMKO). MakcuMasbHOe
|E| (8 moymom rpade) mmeeT mopanok |V|?. Ecm |E| 6/m3K0 K MAKCHIMyMY, pe-
a/m3anus Ha 6ase MaccuBa OyzneT ObicTpee. J[BOMYHAst Ky4a CTAHOBUTCS TIPE.T-
nouTuTesbHee, ec |E| 3ametHo Menbme |V|2/ log |V|.

[To aHaJIOrUX ¢ IBOMYHOM Ky4€el MOXHO pacCMOTpeTh d-UuHyi0. Bpems pa6o-
THI JJI1 TAKOP Ky4YU 3aBUCHUT OT d, ¥ ONITUMAJIbHBIM 3HaueHreM d GyneT cpedHsst
cmeneHs Tpada, To ecTh d A |E|/|V|. Tlonbupas d, MOXHO mojy4aTh d(pHEKTUB-
HBII aJTOPUTM U [JIS1 pa3pesXeHHbIX, U Ui IJIOTHBIX rpadoB. Bpemst paGoThl Ha
paspexeHHbIX rpadax, B KoTophix |E| = O(|V]), coctaBiser O(|V|log |V]), kak
W JUIA JBOMYHOI Kyul. B ciyuae mioTHEIX rpados, xorma |E| = Q(|V|?), Bpems
paboThI, KaK U TIPY UCHO/Ib30BaHUN MaccuBa, coctasiseT O(|V|?). Kpome Toro,
I TpadoB IPOMEXYTOUHOI mioTHocTH |E| = |V |17 Bpemsa paGoTh cocTasa-
et O(|E|), a aT0 JMHelHOe Bpems!

B mocsiefHel cTpouke TabJMIBI IOKAa3aHO BpeMsA paboThl AJiA IPOABUHYTOMN
CTPYKTYpBl JaHHBIX, UMeHyeMol Kyuell DduboHayuu. HecMOTps Ha BIevYaTJIAI0-
IIK€ OL[EHKU, OHA CJIOKHA B PEAJM3aI[1H, YTO CHIXAET €€ MPAKTUYECKYIO MPU-
BJIEKATeJIbHOCTh, Y MBI JIIIIb YIIOMSAHEM JEOOONBITHYI0 0cOOeHHOCTh. [Toceno-
BaTeJIbHBIE BRI30BHI Omeparuy INSERT [JIs1 TAKOM Ky4YH BBIIIOJIHAKTCS 32 pa3HOe
BpeMsi, U HEKOTOPBIE MOTYT OBITh JIOJITUMU, HO cpedHee (average) Bpems pabOThI
3TOI OIepalnuy Ha MPOTAKEHUH paboTh ayropyutMa obssaresbHo 6ymeT O(1).
B Takux ciy4dasx (C OOHUM U3 KOTOPBIX MBI CTOJIKHEMCS B IJIaBe 5) TOBOPAT, YTO
amopmusuposarHas (amortized) crommocTs omeparuu INSERT pasHa O(1).

naTtesbHOTO Beca. Ha puc. 4.12 kpaTuaillinii nyTh U3 BEpPIIMHE S B BepIINHY A
IIPOXOUT Yepe3 BepILIVHY B, pacloyiokKeHHYI0 JaJblle, 4eM cama A.

YToObl IOHATH, KaK MPeO0JIeTh 3Ty TPYJAHOCTb, BCIIOMHUM OOIIYI0 UJIE aJi-
roput™a JleKCTpel. AJTOPUTM NOAAEPXKUBAET CJIeAyI0L[1ii BaXXHbI MHBAPUAHT:
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Puc. 4.12. Anmroputwm JlefikcTphl He OyzaeT paboTaTh IIpU HaJM4uu pébep OTpULiaTesIbHOrO

o]
)

3HaveHus dist[-] B 06Ot MOMEHT He MeHbIIIe UCTUHHBIX. FI3Ha4albHO OHU yCTa-
HaBJIMBAIOTCA B 00 U OOHOBJIAIOTCSA IIPY 0OHApyXeHUN HOBBIX pEDep:

npouexnypa UPDATE((u, v) € E)
dist[v] < min{dist[v], dist[u] + [(u, v)}

Omneparivisi UPDATE OTpaXxkaeT TOT (aKT, 4TO pacCTOSIHUE [0 BEPLIVHEL V HEe MO-
JKET MPEeBBIIIaTh paccTOsAHUA 10 u mwnoc [(u, v). [Ipu aTom:

1. UPDATE HaxoAuT UCTUHHOE PacCTOsHME [0 BEPIIUHEI V B TOM CJIydae, KOoraa
U — Mpeoc/ieJHsAsA BepIIMHa B KpaTyaiiineM myTu 10 v u dist[u] yxe ycTraHoB-
JIEHO NPaBUJIHO.

2. dist[v] HHKOI/a He CTAaHET MEHbIIIE, YeM KpaTJailiiee pacCTOSHIE OT S [0 V
(«6e30macHOCTb»).

TaxyM 00pa3oM, BEI30BOB npoueAypbl UPDATE MOXeT ObITh HEJOCTaTOYHO, HO He
MoxeT O6bITh MHOr0. AyropuTM JIeHKCTphl yKa3biBaeT HEKOTOPBIN KOHKPETHBIN
crnoco0 IPOU3BeCTH JOCTaTOYHOE KOJMYeCcTBO BbI30BOB UPDATE. [1y1 rpadoB ¢ OT-
pullaTeJbHBIMU BECAMU JIeJIAeMBIX UM BBI30BOB MOXET He XBaTtuth. Ho, Moxer
OBITh, MOXXHO HANTH HYXHYIO [TOC/IeZIOBaTEIbHOCTh BBI30BOB KaK-TO MHaUe?

I[Tyctp, ckaxeM, AaH KpaTyaimnii IyTh U3 § B KaKyI0-TO BepIINHY t. DTOT yTh
MOXET COCTOATH He Gosiee ueM u3 |V| — 1 pebpa. (ITouemy?)

N

251 Uy Us Up

Ecrm cpemu omeparuit UPDATE ecTh (s, uq), (U, uy), (uy, ts), ..., (ux, t) 6 makom
nopsoke, TO IO IIePBOMY CBOMCTBY paccTOsAHUE 10 t OyieT BbIUKCJIEHO BepHO. He
“MeeT 3HauYeHUA, UAYT JIM 5T OOHOBJIeHVA NOAPAL WM YepeAyI0TCA C YeM-TO eIlIE;
HeBaXXHO, YTO IIPOMCXOAWT B OCTaJIbHOW yacTu rpada, OoTOMY 4TO OOHOBJIEHHA
be3onacHwl.

[IpaBaa, MBI He 3HaeM 3apaHee KpaTyaillyde IIyTH, KaKk Mbl CMOXXeM OOHO-
BUTh HyXHBle PEOpa B NMpaBWJIBLHOM MopsAake? BoT mpocroe pelieHue: cresaTh
|V| — 1 maros, oGHOBJIIST Ha KaXxJOM Inare Bce péGpa mo omHomy pasy! Ilosy-
YeHHas Ipolielypa Ha3blBaeTcs a/ropuTMoM besumana—®dopaa u nMmeeT BpemMs
pabotst O(|V| - |E|). Airoputm mpuBenéH Ha puc. 4.13, a mpumep paboThl — Ha
puc. 4.14.
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Puc. 4.13. Aisroputm Bessmmana—®opaa 411 HaxoXAeHWA KpaTyallliuxX MyTeil U3 OOHOM
BEPILHBI.

mporexnypa SHORTESTPATHS(G, L, s)

{Bxozn: opuenTwpopammit rpap G(V, E) 6e3 IVKIOB OTpHIIATENLHOTO Beca,
s pébep {l,: e€E}, Bepmma s€V.}

{Boixon: mms BCeX BepUMH U, TOCTWXUMBIX U3 S,
dist[u] 6ymeT paBHO paccTosHWIO OT S ZO U.J}

I BCeX BepumH UEV:
dist[u] « oo
prev[u] < nil
dist[s] <0
nosTopuTs |V|—1 pas:
Insa Bcex pébep e€E:
UPDATE(e)

Puc. 4.14. IIpumep pabotel aroput™ma bessmana—®dopaa.

Htepanusa
Bepmmua | 0 | 1 |2 | 3| 4| 5|6 |7
S oj0olO0O|lO]|j]O]|]O]|O]|O
A o |10|10| 5|5 |5 |55
B || |10 6| 5|5 |5
C ©o|low|ow|oo|11| 7 | 6|6
D oo|oo|oo|oco|loo|14|10(9
E oo|loo|12|8 7|7 |7 |7
F 0|lw| 9191919919
G | 8|88 |8|8)|8]8

3amMeuaHue 110 TOBOAY peam3alyi: BO MHOTUX I'padax MakCcuMaJbHOe KO-
YyecTBO pébep B JHOO6OM KpaTyaliieM IyTH 3HAYUTEJIbHO MeHbIe |V|, Tak 4To Jo-
CTaTOYHO MeHbIIlero 4ucjaa o6HoBjeHul. [loaToMy cToUT 10OaBUTH B aJITOPUTM
JOTIOJIHUTEbHYIO IIPOBEPKY, YTOOBI 3aBEPIINTh €ro, KaK TOJIbKO NPU 04epeaHOM
npoxojie Mo pé6pam He MPOU3OUAET HU OAHOT'O M3MEHEHNs.

4.6.2. I[UKJIBI OTpPULIATEJILHOIO Beca

Ecm pymny pe6pa (E, B) Ha puc. 4.14 caesiaTh paBHOI —4, B Tpade HOSBUTCA YUKJT
ompuyamesmHozo eeca A— E — B — A. B Takux cjydasx BOIPOC O KpaTyanmux
NyTAX JmmaeTces cMbiciia. 3 A B E cymecTByeT IyTh Beca 2. OfHaKO pU Npoxoze
10 LMKJIy MOABUTCA TaKXe MyTh Beca 1, a MpoiiasA IO IIUKJy HeCKOJbKO pas, MBI
noJjiyunm Beca 0, —1, —2 u Tak gasee.
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3ajava o KpaTyalmux OyTAX B TAKOU CUTyallu{ He MMeeT CMBICJA, TaK YTO U
Halll aJTOpUTM U3 pasfeia 4.6.1He 6yaeT npaBUJbHO paboTats. Ho rae MMeHHO OH
onupaeTcs Ha OTCYTCTBHE OTpUllaTesSIbHBIX LIMKJIOB? B ToM MecTe, rie Mbl CO4JIH,
YTO KpaTyalIliuii myTh U3 § B t Cyujecmayem U COCTOUT He Gosiee ueM u3 |V| — 1
pebpa.

K cuacteio, Ha/mune IUKJA OTPHUIATEJHOTO Beca HETPYAHO OOHapYyXWUThb
(u BBLAATH MpeAdyTipex AeHrie). B camoM fesie, ecym TaKoU HUKJI ecTh (U AOCTyIIeH
13 HayaJIbHOM BEpPIIMHBI: HEJOCTYIIHbIE HE WUrpaloT POJI), TO KaXIblil CJeyio-
muii UPDATE-payHA IPUBeAET K yMEHbIIEHUI0 KaKoro-To U3 3HaueHu! dist. Io-
sTOoMy mocJe |V| — 1 IpoXo[oB JOCTAaTOYHO CeJaTh ellé OqH KOHTPOJIbHBIN MPo-
XO[ U IIPOBEPUThH, YTO IIPU 3TOM HUYEro He IOMeH:AJIOCh. JleliCTBUTeIbHO, ecyii Ha
|V|-M mpoxo/ie YTO-TO U3MEHIJIOCh, TO B rpade ecTh LUKJI OTPUI[ATEHHOTO Beca
(MBI loKa3aJ UMEHHO 3TO, yCTAaHOBUB, YTO B rpade 6e3 [IIKJIOB OTPUI[aTeIbHOTO
Beca aJTOpUTM HaMAET Bce KpaTuaiimue myTu 3a |V| — 1 mpoxoxn). O6patHo, 10-
IyCTHM, 9TO B rpade ecTh IIMKJI OTPULIATEIHOTO Beca, JOCTYIIHBIH 13 HauaJIbHOM
BEpIIUHBI. B KaKO¥-TO MOMEHT 3HaueHus dist[u] AJi1 BepIInH UK CTAHYT KO-
HeunsiMU. Ecym mocie aToro Boi3oB UPDATE(u, V) He MeHseT 3HaueHue dist[v],
To dist[v] < dist[u] + I(u, v). IlycTs Ha ouepeHOM payHAe 3HaueHHe dist He
OBLJI0 U3MEHEHO HU JyIA OJHOro pebpa; MpOoCyMMUPOBAB Takue HepaBeHCTBA A
Bcex pébep IMKJIA, MOJIyYUM IPOTUBOPEYLE C TEM, YTO BEC [[UKJIA OTpULIATEIEH.

4.7. KpaTyaiimue myTH B alfuKJM4eckux rpadax

Ectp aBa Tuna rpados, B KOTOPHIX 3aBeIOMO HeT [UKJIOB OTPULIATeJIbHOIO Beca:
rpadsl 6e3 oTpuLiaTesbHBIX pé6ep 1 rpadsl 6e3 HUKJIOB. MBI yXe 3HaeM, KaK MOX-
HO 3(dekTrBHO 06pabaTrIBaTh Irpadel epBoro Tuma. JJi1 BToporo tumna (auukm-

Puc. 4.15. AjropuT™ HaxoXAeHUsA KpaTyaiux MyTell U3 OJHOI BepUIUHBI i1 OPUEHTU-
POBAHHBIX AIIMKJITYeCKUX Irpados.

mporenypa DAGSHORTESTPATHS(G, I, s)

{Bxozn: opuenTwpoBammmit amvkimieckuit rpap G(V, E),
s pébep {l,: e€E}, Bepmma s€V .}

{Boixon: mms BCeX BepUMEH U, INOCTWXUMBIX U3 S,
dist[u] 6ymeT paBHO paccTosHWIO OT S ZO U.J}

IIs BCex BepmmH UEV:
dist[u] « oo
prev[u] < nil

dist[s] <0

TOIOJIOTHYECKY yuopsnounth G

Ina Bcex UEV B HalileHHOM IOpAIKE:
s Bcex pébep (u, v)€E:

UPDATE(u, v)
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YeCcKUX OPMEHTHPOBAHHHIX IpadoB) 3ajjaua MOWCKA KpaTyaHIInX MyTel 13 AaH-
HOU BepIIMHBI MOXeT OBITh PellleHa elé ObICTpee, 3a JIMHEHOe BpeMs .

Kak u paHblle, HaM HYXHO IIPOM3BECTU IOCJIeJOBATEbHOCTh OOHOBJIEHUH,
KOTOpasi NOKpHIBaeT (B MpaBUJIbHOM NopsiAKe) H0o60i KpaTyaiimuil myTh. Benom-
HUM TeNepb, YTO

B OpPUEHTHPOBAHHOM AalUKJITYeCKOM rpade BEPUIMHH B JEOOOM IIyTU CO-
XPaHAIT NOPAIOK [TOCJIe TOOJIOTUYECKON COPTUPOBKHU.

[ToaTOMy [OCTAaTOYHO TOIOJIOTHYECKU YHOPAAOUNUTh Ipad (MOHCKOM B IJlyOUHY),
I10CJIe Yero MpONTHCH 10 BepIIrHaM B HaliZleHHOM IOpsA/iKe, 0OHOBJIAA UCXOAILe
pébpa (puc. 4.15).

O6paruTe BHUMaHHE HA TO, YTO MBI HUTE HE UCIOJB3YeM TOT (aKT, 4TO Beca
MOJIOKUTEJIbHBL. B 4aCTHOCTH, TOT JXe CaMbI{ aJTOPUTM IO3BOJIAET HANUTU camblii
OJTUHHbLI Mymb B OPUEHTHPOBAHHOM al{UKJIT4eckoM Irpade, IpoCTo MOMEeHAB 3Ha-
KU BECOB Bcex pébep.

YnpaxuHeHusn

4.1. TlpumenuTe aroputm JleliKcTpsl K rpady Ha pHUCyHKe U BepIInHe A.

(a) 3anosmuTe TabJIIIy, COAEPXKALIYIO TPOMEXYTOUHBIE PACCTOSAHUA O BCEX
BEPIIMH Ha KaXJIOU UTepaIuy ajroputMa.

(b) HapucyiiTe mojiyueHHOE AepEeBO KpaTYalIInX MyTex.

4.2. To xe camoe, HO Telepb ¢ aropuTMoM bessmana—®opaa u gy rpada ¢ oT-
pulaTeJbHBIMU Becamu:
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4.3. Keadpamel. TloCTpoiiTe ajroput™, ONpeAesBIIONINE, COOEPXUT I AAHHBIH
HeopueHTupoBaHHbii rpad G = (V, E) mpocToii ik (To ecTh HUKJI 6e3 camorie-
peceueHnit) JymHb 4. Bpems pa6oTh airopuTtMa A0/pkHO 66iTh O(|V|?). MoxHO
CYMTATh, YTO rpad 3a[aH CIHMCKOM CMEXHOCTH WJIM MaTPUIEH CMEXHOCTH (Kak
BaM IIpoiIe).

4.4. PaccMoTpuM cJieAyIoniui crnocob Haxox ieHus KpaTJaiiiero Ij1UKJja B HeOpu-
eHTUPOBAHHOM I'pade c pédbpamMu eMHUYHOU JJIUHBI.

HatfineHHOe BO BpeMs IMoMcKa B IJIyOuHy obpaTHoe peGpo (v, w) BMecTe ¢
IyTEM OT W [I0 V B JiepeBe 1noucka B IJlyOrHy o6pa3syeT UKJL JI/IMHa TaKoro
[UKJa paBHa level[v] — level[{w] + 1, rage level oGo3HAYaeT ypOBEHDb B
nepeBe (paccrosiHue OT KopHs). [TonpoGyeMm elicTBOBATh TaK:

+ 3amycTuTh MOUCK B IJIyOHMHY U B Ipoliecce paboThl BEIUYUCJATh YPOBHU
BEpIINH.

+ Kaxp1i1 pa3 npy HaXoX JeHNH 00paTHOTo pebpa BBIYUCIIATh AJIMHY I10-
JIy4UBIIerocs IIMKJIA 1 3allOMUHATh e€, ecJli OHa MeHbllle BceX Ipepl-
AYIIAX JUAH.

[TpuBemiTe IpUMeED, TAe 3TOT AJTOPUTM He HAXOAUT KpaTJaiuil UKL, ¥ KOPOT-
KO OOBACHUTE IPUUUHY.

4.5. B rpade mMoxxeT ObITh HECKOJIBKO KpaTJYalNInX MyTel MexXJy KaKuMU-TO Bep-
mrHaMu. [locTpoiiTe JMHENHBIN MO BPEMEHHU aJrOpUTM, HaXOMUNA B 3aJaH-
HOM HeOpUeHTHPOBaHHOM Irpade ¢ eMHUYHBIMYU BecaMU KOJIYeCTBO Pa3/IMYHbIX
KpaTJyalIIKiX NyTell MeX Oy 3aAaHHBIMU ABYMs BepIIMHaMU.

4.6. [loxaxure, 4T0 pé6pa {u, prev[u]}, mosyueHHsie B pe3ybTaTe pabOTH aJro-
putMa JleikCcTphl, 00pas3yoT AepeBo.

4.7. Nau opuenTtupoBanHsiii rpad G = (V, E) ¢ (BO3MOXHO, OTpUIIAaTEIbHBIMI) Be-
caMu Ha pébpax, a Takxe s €V u gepeso T =(V, E’), E’ C E. TIocTpoIiTe aJTOPUTM,
MIPOBEPAIOIINI 3a JMHEHHOE BpeMsl, sABJisieTcsa i1 T JepeBoM KpaT4yafiliux myTed
us s.

4.8. IIpoeccop O. I1. PoMeTUnBHIH NpejiaraeT CJeAyIO I CIOocOo0 HAX0X IEHUS
KpaTyaiimiero myT U3 s B t B JAHHOM OpPHEHTHPOBAaHHOM rpade, coaepxaliemM
pébpa oTpuraTesbHOro Beca. [Ipub6aBuM AOCTaTOYHO OOJIBIIYI0 KOHCTAHTY K Be-
caM Bcex pébep U ciejlaeM Bce Beca MOJIOXKUTEbHBIMHU, II0CJIe Yero BOCIOb3yeM-
¢ aJTOPUTMOM JIeHIKCTPHI.

KoppekTeH ym Takoi noaxon? Ecim fa, To JOKaXHUTe 3TO, €CJIM HET — YKaXUTe
KOHTPHPHUMED.

4.9. PaccMoTpyM OpHeHTUPOBAHHBIH I'pad, B KOTOPOM péOpa oTpUIlaTeIbHOTO Be-
ca BBIXOAAT TOJIbKO U3 BEPIIUHEI S, HO IIMKJIOB OTPUIlaTeIbHOI'O Beca IPU 3TOM
HeT. MoxeT jm ajropyuTm JIeHKCTphl, BEI3BaHHBIN [T BEPIINHEL S, BBIIATh Helpa-
BWJIbHBIN OTBET B JJAHHOM CJIy4yae?

4.10. aH opueHTHpPOBaHHLIN rpad ¢ (BO3MOXHO, OTpULATEJIbHBIMI) BecaMU Ha
pébpax. Vi3BecTHO, 4TO /11 ABYX €ro BepIINH HalAETCA KpaTyalllinii My Th U3 Hep-
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BOI BO BTOpYIO He GoJsiee ueM u3 k pé6ep. [TocTpoiiTe amropyuT™, HaXOISANUI STOT
myTh 3a Bpems O(k|E|).

4.11. IlocTpoliTe aJrOpyUTM, KOTOPHIN 110 JAHHOMY OpHEeHTUPOBaHHOMY Ipady c
MTOJIOXKUTEJIbHBIMU BECAMI HAaXOJUT [UIMHY €r0o caMOro KOPOTKOro IUKJA (ecyu B
rpade I[UKJIOB HET, aJTOPUTM JIOJDKEeH cooOImuTh 00 3ToM). Bpems paboTh asro-
puTMa I0/DKHO 66ITh O(|V|?).

4.12. TlocTpoiiTe ayropuT™, KOTOPHII IO JAaHHOMY OPUEHTHpPOBaHHOMY rpady
G = (V, E) ¢ moJloXUTeIbHHMU BecaMy U ero pedbpy HaXoQuT AJIMHY CaMoro KO-
POTKOrO IMKJIA, cofiepKaIiero ato pe6po, 3a spemsa O(|V]2).

4.13. Ilyctp HeopueHTUpOBaHHbIH rpad G = (V, E) 3aJaéT MHOXECTBO FOPOJIOB U
Jopor MexAay HuMH. J[is1 KaxJoi goporu e € E n3BecTHa e€ J/IMHA B KUJIOMeET-
pax L,. [IpeAnoJioxkuM, 4TO BaM HEOOXOMMO 100paThCA U3 rOpoAa s B TOPOJ t, HO
Ballla MallvHa MOXeET MmpoexaTrh 0e3 /jo3anpaBku He 0oJiblle L KHUJIOMETPOB. 3a-
MPABKU €CTh BO BCEX rOPOJIaX, HO He BIOJIb TOPOT (TakK YTO TOAATCS TOJIHKO MapIIl-
PYTHI, TJle Bce pébpa He JymHHee L).

(a) MocTpoiiTe arOpUTM, ONPEIESIO NI 32 JIMHEMHOE BPEMSsI, MOXHO JI1 IPU
TaKUX OTrPaHUYEHUAX A0OpaThCA U3 S B t.

(b) JonmycTuM Temepb, YTO BBl XOTUTE KYIUTh HOBYIO MariuHy. Kakoi MUHU-
MaJibHbIN 00bEM Gaka MalIMHBI T03BOJMT AodOpaThes u3 s B t? [locTpoiite asro-
puT™, garoiuit oteet 3a Bpems O((|V| + |E|) log [V]).

4.14. Jan cuJIbHO CBA3HBIN opueHTUpoBaHHbIH rpad G = (V, E) ¢ MOJOXUTEBHBI-
MU BecaMU U BepiinHa v, € V. [TocTpoiite 3(pdeKTUBHBIN aTOpPUTM, KOTOPHIH IJ1A
BCeX Map BepIMH HaXOOUT KpaTyaiilie cpei nyTel, IPOXoAAIINX Yepes V.

4.15. Mex iy iByMA BeplInHaMu rpada MoxeT ObITh HeCKOJIbKO Pa3HBIX IIyTel MU-
HUMaJbHOH [ymtblL. [TycTth qaH rpad G = (V, E) ¢ HOJIOXUTETbHBIMU BECAMU U €TI0
BepmuHa s € V. HalimiTe Bce BepUIMHHI t, Iy KOTOPHIX €CTh JIMIIb OOUH KpaT-
yaifimuii myTh U3 s B t, 3a Bpemsa O((|V| + |E|) log |V]). (BepimuHa s BXOAUT B UX
4KCJIO.)

4.16. B paszpnene 4.5.2 onucaH cnoco0 XpaHeHNA ABOUYHOTO AepeBa C n BepllirHa-
MM B MaccuBe c uHgekcamu 1, 2, ..., n.

(a) IMokaxuTe, YTO POAUTESD j-I'0 JeMeHTa uMeeT HoMmep | j/2], a ero netm —
HoMepa 2j u 2j + 1 (ecym 311 yrcsia He GoJblIe n).

(b) Kak BBIYMCIIUTH COOTBETCTBYIOIIME HOMEDPA, €CJIM B MaCCUBE XPAHUTCA He
JBOUYHOE, a d-UYHOEe JepeBo?

Ha puc. 4.16 Mbl, cyieiys P. TapbsiHy!, OpMBOMMM aJrOpPUTM, peam3yromiuii
IBOMYHYIO Kyuy. OHa XpaHUTCS B MaccuBe h, KOTOPBIK JOMOJHUTEJIHO IMOAep-
XKUBAET JiBe CJieylolue oneparuu 3a Bpems O(1):

« |h| BO3BpaIaeT TEKyIIiee KOJMYECTBO JIEMEHTOB B MACCHBE;
+ h™! BosBpamaeT UH/EKC 3a[]AHHOTO 3JIeMeHTa B MAacCUBe.

1Cm. R. E. Tarjan. Data Structures and Network Algorithms. Philadelphia, PA: Society for Industrial
and Applied Mathematics, 1983.
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Puc. 4.16. Onepanuu ¢ ABOUYHOHN Ky4el.

nporexypa INSERT(h, x)
BUBBLEUP(h, x, |h| + 1)

nporexnypa DECREASEKEY (h, x)
BUBBLEUP (h, x, h™*(x))

dyurmua DELETEMIN (h)
ecmu |h|=0:

BepHyTh null
vHave:

x < h[1]

SIFTDOWN(h, h[|h|], 1)

BEpPHYTb X

dyrxmma MAKEHEAP(S)
h < mycro#t Maccus pasmepa |S|
ona X €S:
h{|h| + 1] < x
ons i or |S| mo 1:
SIFTDOWN (h, h[i], i)
BepHYTH h

nporexnypa BUBBLEUP(h, x, i)
{moMemaeT smeMeHT X B mosummH [ MaccwBa h W Ha8T eMy <«BCIUBITH»}
p<[i/2]
noxa 1 #1 u key(h[p]) > key(x):
hli] <h[pl; i<p; p<[i/2]
h[i] < x

nponeaypa SIFTDOWN(h, x, i)
{momMemaeT snmeMeHT X B mosumMb | MaccuBa h u Ia8T eMy <yTOHYTb>»}
¢ < MINCHILD(h, i)
nora ¢ #0 u key(h[c]) > key(x):
h[i] < h[c]; i<c; ¢« MINCHILD(h, i)
h[i] < x

dyrrmma MINCHILD (h, i)
ecmm 21> |h|:
BepayTs 0 {meT gmereii}
uHave:
BepryTs arg min{key(h[j]): 2i < j <minf{|h|, 2i + 1}}
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TlocsiefHero J1erko JOGUThCH, TOAepXUBasA 3HaUueHHs h~ ! BO BCIOMOraTelbHOM
MaccHBe.

(c) TlokaxwuTe, yTO BpeMs paboTHl mpoieaypsl MAKEHEAP Ha MHOXeCTBe U3
n 3seMeHTOB ecTh O(n). J{jA Kakoro MHOXECTBa BpeMs paboThl OyaeT Hauxym-
mum? (ITloackaska: [y Havyasla MOKaXUTe, YTO BpeMs paboThl He NPeBOCXOAUT

n
Y. log(n/i).)
i=1
(d) Yrto Haz0 U3MEHUTD, YTOOBI XPAHUTH d-UUHBIE KYUH?

4.17. JloiycTuM, 4TO HaM HY>KHO HalTH KpaT4yallliie pacCTOAHNA OT JAHHOH Bep-
mMHE B rpade c Becamu pébep B uHTepBane 0, 1, ..., W, rae W — cpaBHUTEJIbHO
HeObOoJIbIIIoe YKCIIO.

(a) TlokaxwuTe, YTO TOrAa aAJTOPUTM JIEMKCTPH MOXHO MOAUGUIIPOBATS, IO~
JyuuB BpeMs pabotel O(W|V| + |E|).

(b) MocTtpoiite apyrou BapuaHT aroputMa c ouenkoun O((|V|+ |E|) log W).

4.18. Ecm B rpade ¢ pa3MyuHbBIMU JyIMHaMM peéGep eCTh HeCKOJIbKO KpaTyaulinx
myTel MeXAy IBYMs BepIIMHAMM, YacTO BRIOUPAIOT TOT, B KOTOPOM MeHblie pé-
6ep. Hanpumep, ecsm BepIIMHBL 0003HAvaloT ropofa, a Beca pébep — CTOUMOCTb
nepesiéTa, TO U3 HeCKOJIbKUX OJUHAKOBO AOPOrMX BapUaHTOB y#oOHee MapUIpyT
€ HaMeHbIIMM KOJIM4eCTBOM Iepecafok. C y4éToM 3TOro 3afaauM MaccuB best
CJIeAYI0 UM 00pa3oM:

best[u] = MuHUMAaJIbHOE YKCIIO pEGEP Ha KpaTyaiiieM MyTH U3 S B U.

Hanpuwmep, myia rpada Ha puCyHKe 3HAUEeHUAMM MaccuBa best [JIA BEpLIWH
S,A,B,C,D,E,F 6ynyr 0,1,1,1,2, 2, 3 (COOTBETCTBEHHO).

[Moctpotite 3¢ HeKTUBHBIN aJTOPUTM, KOTOPHIH MO JJAHHOMY I'pady ¢ MOJI0XH-
TeJIbHBIMU BecaMU U 0 JAHHOH BepIlUHe S 3all0JHseT MacCUB best.

4.19. Ob6o6wéHHaa 3adaua o kpamuatiwux nymax. [Ipu MapIpyTHA3auy akeToB
B CeTH 3aJiepXKU eCcTh He TOJIbKO Ha JIMHUAX, HO U B y3jax (MapuIpyTu3aropax).
[ToaTOMY pa3yMHO paccMOTpeTh 0600IIeHre 3aJa4 O KpaTYalIINX My TAX.

I[Tycth w1 rpada 3aaHbl He TOJIBKO IJMHBI péGep {l,: e € E}, HO u cmoumo-
cmu gepwuH {c,: v € V}. OnpenesmM CTOUMOCTD IYTU KaK CyMMy IJIMH €ro pé6ep
Y CTOMMOCTH BceX ero BepmuH. [TocTpoiite 3deKTUBHBIN arOpyUTM IJIA CJley-
1011el 3ajaun.

Bx00: opuenTtupoBaHHbiii rpad G = (V, E); MOJOXUTEbHbIE IJIAHBL PE-
6ep 1, ¥ CTOMMOCTH BEPIIUH C,; HaYasbHas BepuinHa s € V.
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Bbix00: MaccHB cost, B KOTOPOM IS KaXk IO BEPIIVHBI U 3HaYeHHe cost [u]
€CTh MUHUMAJIbHAs CTOUMOCTbD ITyTH U3 S B U.

OtmeTnMm, 4TO cost[s] =c,.

4.20. ITycts rpad G = (V, E) npeacrasiisseT coO00il MHOXECTBO TOPOIOB V 1 MHO-
’KecTBO Aopor E Mex Oy HUMH. Y KaxIou jopord e € E ects gymHa [,. PemeHo mo-
CTPOUTDH HOBYIO JIOPOT'Y, ¥ CIIUCOK E’ COMEPXUT Maphl BEPIIUH, MeX Iy KOTOPHIMU
HOBas JI0POra MOXeT OBITh MOCTPOeHa. JIJis BceX BO3MOXHbBIX HOBHIX jopor e’ € E’
usBecTHa JymHa [,. Hano HaiiTu fopory us E’, CTPOUTEIECTBO KOTOPOH NPUBEIET
K MakcuMaJIbHOMY yMeHbIIeHHI0 JJIMHB KpaTyaiiiero nyTu Mexay 3aJaHHBIMU
aBywms ropofamu s U t B G. Iloctpoiite 3pdeKTUBHBIN aJrOpyUTM AJi1 TakoH 3a-
Jaun.

4.21. [lpumeHeHUsA 3afauy O KpaT4aHIINX IyTAX MOXHO HaliTU Aaxe B BaJIOT-
HBbIX onepanusax. Ilycts yepes ¢y, Co, ..., ¢, 0003Ha4eHB! pa3/MuHble BamoTh. Ha-
nprMep, ¢; MOXeT 06003HaYaTh PyOI, ¢, — JOJUIAPH, C3 — QYHTHL. [TycTh Yepes r; ;
0603HaY€eH KypC KOHBEPTALMK BaJIOTHI C; B ;! HA OHY €JUHHUIIY BaJIOTHI C; MOX-
HO KYIIUTH T ; €AUHINL BAJEOTHI C;. JIaHHBIE KyPChI YIOBJIETBOPSIIOT €CTECTBEHHOMY

YCJIOBUIO T ; - T ; < 1, KOTOPOE FOBOPUT, YTO OOMEH Ty/ia-00pPAaTHO HEBBITOJIEH.

(a) IocTpoiiTe 9 GHEKTUBHBII AJTOPUTM, KOTOPBIF, 3Has BCE T; ;, HAXOAUT HaU-
6oJiee BEIFOJIHYIO [TOC/Ie[IOBaTeIbHOCTh OOMEHOB JJI1 KOHBEpTaluy 3aJlaHHON Ba-
JIOTHL S B 3afaHHylo BaymoTy t. ([loackaska: A pellleHUs 3afaud NpefCcTaBbTe
BXOZHbIe JaHHBIE B BUe rpada ¢ BellecTBeHHbBIMYU Becamu.)

Iloxg B/MsAHMEM cIipoca U IPeJIOKEHUs KypChl BaymOT MeHsATcA. [Ipeacra-
BUM, YTO B KaKOI-TO MOMEHT HAUUWCh BAJIOTHL C;, Ci, ..., C, A1 KOTOPHIX
Tivdy " Tigis- - Ti_pip * Tig,iy > 1- OTO O3HAYAET, YTO OOMEHSB KaKOe-TO KOJMYECTBO
BAJIOTHL C;; B COOTBETCTBUM C JAHHOX [1OC/IEJOBATE/IbHOCTBIO, MBI B UTOTE TOJIy-
yuM Oosblie ncxomHoro. (Bpan ym 3To npomaymTes OO0, HO 0OMOHO yNyCTUTh
TaKyi0 BO3MOXXHOCTH!)

(b) ITocTpoiiTe 3DEKTUBHBIIN aJTOPUTM, POBEPSIOINN HaMYKE TAKOU aHO-
MayibHOM cutyauuu. (Iloackaska: vcnob3yiite rpad npeaplayiiero myHKTa.)

4.22. 3adaua o nymewecmayoujem napoxode. [IpeacTaBbTe, 4TO y Bac eCTh Mapo-
X0J, KOTOPHIY MOXeT COBepIIaTh pelickl MeX Iy IIOPTOBEIMU FOPOAaMU U3 MHOXe-
ctBa V. [Tocemas ropop i, Bbl 3apabaTtbiBaeTe p; pyOJiel, a CTOMMOCTh IlepeMeliie-
HVIsL U3 TOPOZA [ B TOPOJ j COCTABJIAET C;; > 0 pyGJieil. Bel X0THTe HANTH LUKJIAYe-
CKUI MapuIpyT, MaKCUMU3UPYIOIINI OTHOIIIEHNEe TPUOBLIM K 3aTpaTaM.

Jly1a aTOTO paccMoTpyM opreHTUpoBaHHb rpad G = (V, E), re BepiinHaMu
ABJIAIOTCA TOPOJa M KaXJple Be BEepUIMHBI coeArHeHbl peOpoM. Onpenemm OT-
HOCUTEeJIbHYI0 TPUOBLIb LKA C CclieAyIomuM o0pa3oM:

Z Pj
(i.)eC

Z Cij.

(i.j)eC

r(C)=

Yepes r* 0603HAYNM MAKCUMAJIbHYI0 OTHOCUTEJbHYIO IPUObLIb POCTOTO [[UKJIA.
3HaueHue r* MOXHO HAHUTU JBOMYHBIM ITOMCKOM, €CJIA Mbl YMEEM IIPOBEPATH MO
JIAHHOMY ', BEDHO JI1 HEPABEHCTBO I > 1.
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HUTak, paccMOTpUM mpousBosibHoe r > 0. [Ipucsoum kaxgomy pe6py (i, j) Bec
Wij - I‘Cl-j _p].

(a) TokaxuTe, 4TO ec/ B 3TOM rpade ecTh ITMKJI OTPUIIATEJIbHOTO Beca, TO
r<r*.

(b) ITokaxuTe, YTO €CJM BCE I[UKJIHI UMEIOT CTPOTO MOJIOXKHUTEJHHBIN BEC, TO
r>r*.

(c) Ioctpotite 3¢pdHeKTUBHBII a/TOPUTM, KOTOPBIM OJj1A 3aJaHHOU TOYHOCTU
& > 0 Haxomut nukJI C, it Kotoporo r(C) = r* — g. JIokaxuTe KOPPEKTHOCTD aJl-
rOpUTMa U OL[EHUTE ero Bpems paboThl B TepMuHax |V|, e u R = (?}?E)% (pj/cij)-



I'maea 5
XagHbie aJmroOprUTMBI

Xopomui maxMaTUCT IPOCMATPUBAET BapUaHTHL HA MHOT'O XOJIOB BIIepEN U Jier-
KO BBIMTpAeT y HOBMYKA, KOTOPHII AyMaeT TOJBKO O OJIDKANIMINX [1OCTIeICTBUAX.
B mpyrux urpax pasHuI|a He TaK 3aMeTHA; HallpUMep, MOXHO HEIJIOXO UTpaTh B
«OpymMT», AyMas TOJIbKO O OiwixarimeM Xofie. DTO XKe OTHOCUTCS K aJTOpUTMITYe-
CKMM 3a/1a4aM: OBIBAIOT CUTYaIUH, B KOTOPBIX JicadHulil (greedy) airoputm, cTpe-
MAIUICA MaKCUMU3UPOBATh BEITOAY (B TOM MJIM MHOM CMBICJIE) KaX IOT0 OT/IEb-
HOTO IIara, IpUBOJUT K ONTUMAaJIbHOMY pellleHH0. TakuM cjly4yasM U NocBsAlleHa
aTa rjasa. Ham nepBriii npuMep — MUHHMAaJbHEBIE TIOKPhIBaoIre (OCTOBHbIE) Jie-
PEBBSL.

5.1. IlokpeiBaoUmvie qepeBbs

MBI XOTUM CBA3aTh HECKOJIbKO KOMIBIOTEPOB B CETh, COEQUHAA UX MOMApHO. DTO
COOTBETCTBYeT 3ajjaue Ha rpade, rje BepUIHb — KOMIBIOTEPHI, (HEOPUEHTUPO-
BaHHBIe) péOpa — BO3MOXHBIE CBA3U, U HAJI0 MOJIyYUTh CBA3HBIN rpad. [y kax-
J0TO COelMHeHNs KU3BEeCTHa CTOMMOCTb 0OC/yXMBaHMA (HEOTpUIlaTebHBIN Bec
COOTBETCTBYIOIIero pebpa). Kak HaiiTu camblil IelEBBII BapUaHT?

fIcHO, UTO ONTHMAJIbHEIN Habop pébep He MOXET COlepXKaTh LIUKJIOB, TOTOMY
4TO yaajieHre pebpa U3 HUKJIA CHIXKAET CTOUMOCTh 63 TIOTEPY CBA3HOCTH:

CaoticTBO 1. YoasteHue pedpa u3 yuxJia coxpaHsaem céA3HOCMb epaga.

[TosToMy pelieHreM A0JDKeH OBITh CBA3HBIN al[UKJITYecKuli rpad; HeoprueHTuU-
poBaHHBIe rpadsl TaKOro BU/JA Ha3bIBAOTCA depesbsamu. Heobxommumoe HaM Aepe-
BO C MUHHMAaJIbHBIM CYMMAapHBIM BECOM Ha3bIBAETCS MUHUMATbHBLM NOKPbLEAI0-
wum depedom (minimum spanning tree, MST). ®opMaJbHO TOBOPA, Halla 3a7adya
TaKoBa:

Bx00: HeopueHTupoBantsiii rpad G = (V, E), HeoTpullaTeJbHbE Beca pé-
6ep w,.
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Boixod: nepeso T = (V, E'), rae E’ C E, MUHMMU3HPYIOILEE
weight(T) = Z W,.
ecE’

B npenpiayieM nmpuMepe MUHHMAaJIbHOE MTOKPHIBAlOIee JePeBO NMEET CTOU-
MOCTb 16:

Ho 5To0 He euHCTBEHHOE ONTUMAaJIbHOE pellleHue. BuauTe ju BBl Apyroe?

JlepeBbs
/Jlepeso — 3T0 HeOpHEeHTHUPOBAHHBIN CBA3HBIN al[UKJIMYeCKui rpad.
CBoiicTBO 2. /lepedo ¢ n gepuuHamu codepicum n — 1 pebpo.

B camowm pente, 6yneM CTpouTh AepeBO, HavaB C IycToro rpada u JoOaBJsisa
pébpa no omHoMy. M3HavyalbHO KaXkJas M3 n BepHIMH o0pa3yeT KOMIIOHEHTY
cBsa3HocTU. [Ipu mobaByieHNMU pebpa OBe KOMIIOHEHTHI CJMBaTcA (pebpo He
MOXET COeAUHATDH JIBE€ BEPIIUHBI OAHOU KOMIIOHEHTH — OyeT I[UKJI). B utore
OCTaéTcsA ofHa KOMIIOHEHTA, TaK YTO IMMOHAA00uTCA n — 1 miaros.

BepHo u ob6patHoOe:

CeoiictBo 3. Bcakuli cesasHblll HeopueHmupogdaHHblli epa¢p G = (V, E), ede
|E|=|V| — 1, acmemcsa depesom.

Hapo noka3sath, 4To B G HeT ITUKJIOB. EC/M eCcTh IJUKJL, IO CBOMCTBY 1 MOXHO
yIaJMTh OOHO U3 ero pébep, He Hapyllasa CBA3HOCTU (M He MeH:dA 4ucia Bep-
mvH). Korjja n1KJioB He ocTaHeTcs, OyAeT JepeBo, 3HAYUT, pédep Mo-IpexHeMy
|V| — 1, 4To HEBO3MOXHO, €CJIM MbI UX YOAJSLIH.

W Haye roBopsi, MBI MOKeM OIpeNeUTh, ABJEIETCA JIU CBA3HBIN rpad JepeBoM,
MPOCTO COCUMTAB, CKOJIbKO B HEM peodep.

CBoiicTBO 4. HeopueHmuposaHHwlil epad aamiemca depegom mozoa U moJib-
Ko moeda, kozda mexcdy JuoobLMU 0BYMA GEPULUHAMU Cyujecmayem pOoGHO 00UH
nymo.

(UmeroTea B BUAY NyTH, He IIPOXOLAIINE 110 pe6opy TyAa-obpaTtHo.) Ecrmu B fe-
peBe ecTh ABa MyTH MeXAy OOHUMU M TeMU XK€ BEPUIMHAMU, TO B HEKOTOPHIH
MOMEHT HEPBHII MYTh OTKJIOHAETCS OT BTOPOTO U MOCJIE 3TOTO B KAKOU-TO MO-
MEeHT CHOBA ¢ HUM Iepecekaetcs. [Ipu aTom ob6pasyeTcs 1ukJL C pyroit cropo-
HBI, ecJi1 B rpade Mexay JE0OBIMU ABYMsA BEpUIMHAMYU HMeeTCs MyTh, TO rpad
cBs3eH. ECJIM 3TOT MyTh € IMHCTBEHEH, TO IUKJIOB HET (B LUKJIEe MEX Ay JIE0ObIMI
JBYMs BepIIMHAMU €CTh JBa IIyTH).
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5.1.1. 2)Kagnasa cTparerus

Asroputm Kpyckana (Kruskal) moncka MUHHMAIsHOTO HOKPHIBAIOIIEro AepeBa
HauuHaeT c rpada 6e3 pébep u JoOaBIHET UX; IPU 3TOM

Ha Kax/JIoM 1are BeiOupaeTcsi pebpo HanMeHbIIIero Beca, KOTOpoe He COo-
31a€T I[MKJIA.

DTOT aJrOPUTM JHcadHblli (MOXKHO GBLIIO OBI OMACaThCsA, YTO AOOABJIEHUE KAKOT'0-TO
JIErKoro pebpa MOTOM BBHIHYUT Hac J0OaBUTh OYeHb TSKEJIOe, HO MBI IIPO 3TO He
OyMaeM).
Ha pucynke 5.1 Mbl yriopsfourBaeM péGpa 1Mo Bo3pacTaHUuio (HeyObIBaAHUIO)
BECOB:
B-C, C-D, B-D, C-F, D-F, E-F, A-D, A-B, C-E, A-C.

JlobGaBysieM UX OAHO 3a JIPYTUM, eCJIi He BO3HUKAaeT IUKJIA: MepBble [ABa T'OJiT-
cs1, TpeTbe pebpo B-D npu nob6aBjieHNH CO3/JaéT I[UKJI, TaK YTO MBI ero IIpoIrycKa-
eM, U T. . OKOHYaTeJIbHBII pe3yJbTaT — AepeBO C MUHHUMAaJbHO BO3MOXHOI CTO-
MMOCTBIO 14.

Puc. 5.1 MuHumMmasisHOe NOKphIBalIiee AepeBo, IOCTPOeHHoe aropuTMoM Kpyckana.

KoppekTHocTh asmoputMa Kpyckasa ciiefiyeT U3 cgolicmaa paspe3d, KOTOpoe
HOCHUT OOIINI XapaKTep U UCIOJb3yeTCsA TAKXe B APYTUX aJTOPUTMAX MOCTPOEHUA
MHWHUMAJIbHBIX TOKPBIBAIOIIUX JIEPEBHEB.

5.1.2. CBoiicTBO pa3pesa

[TpearnosoXxuM, YTO MBI CTPOUM MUHHMaJbHOE MOKpPHIBalolljee AepeBO, YK€ BBI-
6paym Kakue-To pé6pa U I0Ka Ha MpaBUJbHOM IIyTU (3TU péOGpa MOXHO JOIOJI-
HUTBH JI0 MUHUMAaJIbHOT'O TIOKPBIBaOIero Aepesa). Kakoe pebpo HyXHO J06aBUTH
Jasbie? Crenyioliee CBOMCTBO JAET 60sbLIyI0 CBOOOAY BhIOOpA.

Paspes (cut) — 5T0 Npou3BoJbHOE pa3breHne BepIInH Ha e yactu S u 'V — S.
3nech u majiee mon V — S moHMMaeTcs pasHOCTh MHOXecTB V u S (asiemMeHTH V,
He BXOfAI[rE B S), KOTOpas Takxke yacto o6o3HayaeTcst Kak V \ S.

CBoiicTBO paspesa. IIycmb pébpa MHox*cecmaa X 8x00am 8 MUHUMATbHOE NOKPbl-
satowyee depegdo A epagpa G = (V, E). Ilycmb S € V — MHONICeCMB0 GepuiuM, U HU
00HO peOpo u3 X He coeduHsaem @epwuHy u3 S ¢ @eputuHoili uz V — S. Hakoney,
nycms e —pebpo ¢ HaumeHbWUM 8ecom, coedurstoujee S u 'V — S. Toeda X U {e}
AGITIEMCA YACMbI0 HEKOMOP 020 MUHUMATLHOZO0 NOKPbLEaroujezo Oepesa.
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JlaHHOe CBOWICTBO YTBEPXKJAET, UTO €CJIM CTOPOHHI pa3pes3a MoKa He COoeuHe-
HBI pé6pamMy, TO K X MOXXHO JI0OABUTh MUHUMAJIbHOE U3 COeUMHAIIINX UX pédep,
npu4yéM X OCTaHEeTCA YacThbI0 HEKOTOPOr0 MUHMMAaJILbHOTO MOKPHIBAOIIEro gepe-
Ba, €CcJM 3TO OBLJIO Tak 10 TOTO.

[Touemy? Ilycts T — MHHHMAJIbHOE NMOKPBIBAKOIee AEpPeBO, comepxKaliee Bce
pébpa n3 X. OHO MOXeT He coJlepXXaTh e (ec/m COAepXUT, BCE JIoKa3aHo). B aTom
cJiydae KOHITbI pebpa e coeqHEHbI HEKOTOPHIM ITyTéM B T, KOTOPBI BMeCTe C e

Puc. 5.2. IIpu no6assieHnu pebpa e (myHKTHP) K JAepeBy T (CIJIOIIHBIE JIMHUN) 00pasyeTcs
[[UKJL B 5TOM ITUKJIE eCTh €IIé KaK MUHUMYM OJJHO pe6Gpo, nepecekaree paspes (S, V —S)
(ua pucynke e’).

S V-5

obpasyeT nukJL. [I0CKOIBKY e mepecekaeT pa3pes, TO B 9TOM IHKJIe eCThb U Apyroe
pebpo ¢’, nepecekaroiee paspes (mepeiiia Ha JPyTryio CTOPOHY paspesa, Mbl JI0JDK-
HBl BEPHYTbCA 00paTHO). DTO pebpo JIeXuT B Jepese T. 3aMeHa e’ Ha e B 5TOM
JepeBe JIaéT CBA3HBIN rpad ¢ TeM Xxe uucaoM pébep, TO ecTb Toxe AepeBo. [lomy-
YIJIM HOBOE MOKPHIBAIOIIEe JEPEBO, KOTOPOE He XyXe cTaporo (Bec e’ He MeHb-
11e Beca e, KOTOpbIN ObLJT MUHMMAJIbHBEIM I10 IIPEIIOJIOKEHNI0 cpeiu Bcex pedep,
mepecekanInux paspes) u couepxut X U {e}, uto u tpeGoBasiocsk. (3ameTum, 4TO
BBIKUHYTOE pebpo e’ mepecekasio pa3pes U MoToMy He MOTJIo GBITh B X .)
Puc. 5.3 WUTOCTPUPYET CBOMCTBO paspesa. I'ie Tam pe6po e’?

5.1.3. AsroputMm Kpyckaina

Tenepb Jierko noKasath, YTo aropUTM Kpyckasa koppekTeH. B kaxaplii MOMEHT
BeIOpaHHBIE p€Opa 06pasyioT Jiec (Habop AepeBbeB). [To MHAyKLINY TOKaXeM, 4TO
3TO JieC ABJIETCA YacThl0 HEKOTOPOrO MHUHHMAJIbHOTO MOKPHIBAIOIIETo JepeBa.
Crenytoiiiee gobaBiiieMoe pebpo e coequHAET ABe KOMIIOHEHTHI, 0003HAauYUM UX
yepe3 T; u T,. Tak Kak e — peOpoO HaUMeHbIEr0 Beca MeXJy pPa3sHbBIMU KOMIIO-
HEHTaMu, OHO OyJieT pebpoM HaumMmeHblIero Beca Mexay T; u V — T;. Ocraérca
BOCII0JIb30BaThCA CBOICTBOM paspesa.

OmnuiieM HEKOTOPHIE JleTaM peaym3anuu. Ha kax oM mare aroputM JoOaB-
JIseT HoBoe pelpo K yxke nMmeromumMcs. [Ipu 5ToM HaZio yMeTb IPOBEPATH AJIA KaX-
JIOTO BO3MOXHOTO pebpa {u, v}, iexaT i1 u U v B pa3HbIX KOMIIOHEHTaxX. A mo-
cJie 1o6aBJieHUs1 COOTBETCTBYIOIINE KOMIIOHEHTBl HEOOXOOUMO 00beMHUTD. Ka-
Kas CTPYKTypa AaHHBIX [TOAJepXUBaeT Takye olepanuu?



5.1 Tokpeieatowue depedbs 131

Puc. 5.3. B HeopueHTrpoBaHHOM I'pade (a) BribpaHo MHOXecTBO péGep X (b) u HekoTOpHIiT
paspes (c), KOTOpPHIi1 He lepeceKkaloT péopa u3 X. Pebpo e — o[jHO 113 MUHUMAJILHBIX PEGeD,
IepeceKarnIux 3TOT pa3pe3. He BcsAkoe MUHMMAaJIbHOE ITOKPBIBaloIee fAepeso T, comepxa-
mee X, COOEPXUT e —HO B T MOXHO 3aMEeHUTH OJJHO 13 péGep Ha e, NOJIyYrB MIUHIMAaJbHOe
nokpeiBamoiee gepeBo T’, copepxkaree X U {e}.

(@
(b)

(W—© A ——o—
pébpa X: T:

® @ B)—D)
()

@ G |
paspes: le - T':

® @ B——~0  ®

1A 3TOro WCIOJBb3yeTCs cucmema Henepecekaroujuxci mHodxicecma (disjoint
sets); 9TH MHOXecTBa OyIOyT KOMIIOHEHTaMH CBSI3BHOCTU TeKymlero rpada. M3Ha-
YJaJIbHO Kax Jas BepllIrHa COCTaBJIIET OT/Ie/bHYI0 KOMIIOHEHTY, U MBI CO3/1aéM CO-
OTBETCTBYIOIIIE MHOXECTBA C [IOMOILbIO OIlepariiu

MAKESET(x): co3aTh OJHO3JIEMEHTHOE MHOXECTBO {x}.

MEI TpoBepsieM, JieXaT JI1 MHOXKECTBA B OZJHOM KOMITOHEHTE, CPAaBHUBAS KOABI CO-
OTBETCTBYIOIUX KOMIIOHEHT; 3TU KOABI JAET HAM Iporeaypa

FIND(x): KaKkoe MHOX€ECTBO COLEPXKUT X ?

ITpu pno6aByeHnN pebpa, CBA3BIBAIIIETO BEPIINHLEL X U Y, Mbl OObeAUHAEM [Be
KOMIIOHEHTEHI C IOMOIIIbI0 NPOoLeyphl

UNION(x, ¥): 06beqUHUTD MHOXECTBA, COIEPXKAIILE X U Y.

Ecym Ham 1mo3BoJsieHo obpaiaThesa K CTPYKType JaHHBIX, peaM3yolell Takye
omepaiuu, To aJroputMm Kpyckasia 3amnucaTh Jierko (puc. 5.4). OH ucnosb3yeT |V|
omnepaiuii MAKESET, 2|E| onepanuii FIND u |V| — 1 onepariiuio UNION.
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Puc. 5.4. AsroputMm KpyckaJsia mocTpoeHusA MUHUMAJIbHOI'O IIOKPBIBAIOIIETO JepeBa.

nporexnypa KRUSKAL(G, w)
{Bxox: ceasmmit HeopuenTuposammit rpad G =(V, E)
c Becamu pébep w,.}
{Bexom: X — MuHUManBHOE NOKphBawiee AepeBo (MHOXeCTBO p&bep) .}
I BCeX BepumH UEV:
MAKESET (u)
X<{
yHopamounuTh pebpa MHoxecTBa E mo Becy
ons Bcex pébep {u, v} €E B »ToM mopsmxe:
ecim FIND(u) 7 FIND(v):
nmobasuTh pebpo {u, v} x X
UNION (u, v)

5.1.4. Henepecekaroujyecs MHOXeECTBA: peaymM3anus
OBBEMHEHUE I10O PAHT'Y

OpauH u3 crnoco00B XpaHEHUs1 MHOXEeCTBa — OPUEHTUPOBaHHOE JiepeBo (puc. 5.5).
BepiuHBI 3TOTO JlepeBa — 3JIeMEeHTH MHOXecTBa. Kax jas BepiinHa, Kpome Kop-
Hs, XpaHUT TaKXe yKaszaTeJlb Ha POAUTES; KOpeHb XPaHUT yKa3aTesb Ha caMo-
ro cebs. KopeHb AepeBa MOXXHO pacCMaTpuBaTh KaK KOJ, WJIM npedcmasumest
(representative), COOTBETCTBYIOIIIEI'0 MHOX€ECTBA.

Puc. 5.5. Ilpeacrasienne MHoxecTB {B, E} u {A, C, D, F, G, H} B BuJle OpUEHTUPOBAHHBIX

JAEPEBHEB.

®)

[ToMHMO POAMTESBCKOTO yKasaTesA 7T KaXJas BeplIMHA Takke UMEET PAHe,
0 KOTOPOM II03Xe.
nponenypa MAKESET(x)

m(x) e« x
rank(x) <0
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dyuxmma FIND(x)

moka Xx # m(x):
x «— 7(x)

BEpHYTb X

Kaxk u cjiefjoBaJio 0XHUaaTh, onepanviss MAKESET 3anumMaet BpeMst O(1). A ome-
parus FIND MpOXOUT MO POJMTEFCKUM yKa3aTessIM K KOPHIO, TO3TOMY 3aHHMa-
€T BpeMs, MPOMOPI[HMOHAJIbHOE BBICOTE AepeBa. CTPOUTCA JIEPEBO B XOZE Omepa-
i UNION, KOTOPYI0 HaJl0 CIIPOEKTUPOBATH TAK, YTOOBI IO BO3MOXHOCTH 130e-
ratb BBICOKHUX JIEPEBHEB.

Yro6sl 00BEIMHUTE JIBA MHOXeCTBA (/iBa JiepeBa), MOXHO HAaUTU UX KOPHU U
B OZJTHOM U3 HUX ITOCTaBUTH CCHIJIKY Ha APyroi. TyT ecTh MPOM3BOJI (KAKON U3 KOP-
Hel BbIOpaTh). UTOOBI BBICOTA poCja MeJieHHee, JIOTMYHO nodgewusams 6osiee
Hu3koe 0epeso k 6oJtee GbLCOKOMY. B 3TOM cJlydae BBICOTA YBEJIMYUBAETCH, TOJIBKO
ecJ 00beHAEMbIE JIEPEBbS UMEIOT OJIMHAKOBYIO BhICOTY. HO Kak y3HaTh BHICO-
Ty? E€ MOXHO XpaHUTh (M MOqAEeP)KMUBATh MPU ONEepaIiiy COeUHEHUS) B KOPHE,
B T0JIe rank. DTOT MOJXO/] Ha3bIBaeTCs 06beduHeHueM no pazy (union by rank).!

nponezypa UNION(x, y)
r, < FIND(x)
ry < FIND(y)
ecmm Iy =T,: HHYero OejaTb He HalO, BHXOIUM
ecmm rank(r,) > rank(r,):
ni(ry) < r, {obvaBnsem r, pomuremem r,}
uHave:
ni(ry) < 1), {umave maobopor}
ecmu rank(r,)=rank(r,): rank(r,)< rank(r,)+1

[TpuMep ucnosb30BaHUA 3TUX ONepaluii ToKa3aH Ha puc. 5.6.

[NocnemHue fBe CTPOKM aJTOPUTMa KOPPEKTUPYIOT MHGOPMALMIO O BBICOTAX
nojepeBbeB, KOrJa 3T0 He00X0qUMO (KOra COeqUHAIOTCS AepeBbsA OAMHAKOBOM
BBICOTHI). [I0 MHAYKIIMU JIeTKO IMPOBEPUTh, YTO B MOJIe paHra rank Bcerja OyaeT
XPpaHUTBCSA BBICOTA MOJAEPeBa, PacTyLero U3 3TOM BePIIMHBL. B yacTHOCTH, IIpH
noAgbéMe K KOPHEBOH BepIlMHe 3Ha4eHUs paHra Bo3pacTaloT:

CsoiicTBO 1. Ecu x # 7t(x), mo rank(x) < rank(7t(x)).

JepeBo ¢ paHroMm k moJiy4aeTcs TOJIbKO IpU 00beMHEHUH JBYX JePEBhEB PaH-
ra k — 1. ITo UHAYKIIMU OTCI0Aa cJielyeT (IIpoBeEphTE):

CaoiicTBo 2. Kadcdas KopHeaas éepuiuHa paHza k umeem no memvueii mepe 25 aep-
WUH 8 cB0éM depeae.

OTO BepHO U I BHYTPeHHNX (He KOPHEBhIX) BEPLINH: BEPUIMHA paHra k nMe-
eT 1o MeHbIIeil Mepe 2K moToMKoB (cumTas eé camy). JleficTBUTEILHO, TP COeIU-

'Ha camom fiesie Ham GyzleT MOJIE3HO MIMETH TAKOe TOJe He TOJbKO A KOPHEd, HO U JJIA BCexX
BepIIMH. BrHo, uTo B mpoljefype UNION B e€ HBIHeIIHeM BapHaHTe B KaX 0l BeplllHe B I0Jle rank
ocTaéTcs BeICOTa NOAAepeBa, BUCAIETo O Hell — KOTopas IepecTaéT MeHAThCsA, KaK TOJIbKO BepIIrHa
nepecra’sa 65Th KOpHeM. — [Ipum. ped.
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Puc. 5.6. [TocienoBaTeslbHOCTh ONepaluii [JiA CHCTeMBbl HellepeceKarINXCs MHOXECTB.
Panru 0603HaYeHbl BEPXHUMU UHIEKCAMI.

ITocsie MAKESET (A), MAKESET(B), ..., MAKESET(G):

IMocsie UNION(A, D), UNION(B, E), UNION(C, F):

» © O @

111

IMocsie UNION(C, G), UNION(E, A):

02 D
@

IMTocsie UNION(B, G):

®:>

S

HEeHUU [IBYX JepeBbEB y UX BHYTPEHHUX BEPIINH He MEHSIOTCA HU PAHTH, HU I10-
TOMKH, a JJII KOPHS, CTAaHOBSIIErocsi BHYTPEHHEN BePIINHOM, 3TO CBOMCTBO MBI
yXe 3HaeM. 3aMeTUM elllé, 4TO pa3JIMYHbe BepIINHbl paHra k He MOTI'YT UMETh
00X MOTOMKOB, IIOTOMY YTO IO CBOHCTBY 1 BCAKUI 3JieMeHT MMeeT He Goiee
OJTHOTO TIpe/IiecTBeHHNKA paHra k.

CaoiicTBO 3. EC/lu 6cezo aeMenmos n, mo umeemcsa He Gostee n/2% amemenmos
pawea k.
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B wactHOCTH, paHr yH060i1 BepmnHE He Gosbire log, n. Takum obpa3oMm, Bce
JlepeBbsi UMEIOT BEHICOTY He Gosee log, n, U MoJlydaeTcs OlfeHKa CBEPXY Ha BpeMs
paboTel FIND 1 UNION.

CoXATUE ITYTEH

Teriepp MbI MOXeM OLleHUTh BpeMs paboTsl ayroputma Kpyckasa. COpTHpOBKa
pébep sariméT Bpems O(|E| log |V|) (mamomuwnm, uto log |[E| = O(log |V|), Tak kak
|E| < |V|?). CTomKko %e yiféT Ha o6beJuHeHKe U IOUCK B OCTaBIIeHics YacTH aJk-
roputMa. Kazasioch 661, HET CMBICJIA YJIyYIIATh HAITY CTPYKTYPY JAaHHBIX.

OpmHako 3TO BCE XKe MOXeT UMeTh cMBIC/L [IpeacTaBuM cebe, UTO JaHHBIE HAM
péGpa yxxe ynopsaoueHhl IO BECY U HA 3TO TPAaTUTh BpeMsA He Hajo. Mym, momy-
cTUM, Bce Beca HeBeywmiku (Hanpumep, O(|E|)), 1 Torga COpTUPOBKY MOXHO clie-
JIaTh 3a JIMHEMHOe BpeMs. B Takux cjlydasx «y3KUM MECTOM» CTAHOBUTCS CTPYKTY-
Pa JAHHBIX, U TIOJIE3HO 3a/lyMaThCA 00 YJydIIeHU! e€ MPOU3BOIMTEbHOCTU, TEM
6oJiee YTO 3TO COBCEM HECJIOXKHO, a Hallla CTPYKTypa JAHHBIX MOJIe3Ha U B IPYTUX
CUTYaLUSX.

B uém coctouT ynyumeHnne? Kak mo xoy zieia ynpoctuth cebe 6yayiyto pabo-
Ty? B X0/Ie KaxJoro Bei30Ba FIND MBI IPOXOAUM OT BEPIIUHBI K KOPHIO — TaK I10-
yeMy ObI HAM TYT JX€ He MPUIIENUTh BCE 3TH BEPIIUHBI K KOPHIO, YTOOBI HE TIOBTO-
PATH MYTh B CJIEAYIOMME pa3? DTOT TPIOK CO cicamuem nymetii (path compression)
MOKa3aH Ha puc. 5.7; OH JMIIb HEMHOTO yYBEJMYMUBAET BpeMsA pabOTHl Omepaiuu

Puc. 5.7. Cxarue mytefi. [TokasaHbl pe3ysbTaTsl Bei30BoB FIND(I) 1 FIND(K).

i

@ @ — ‘@g\@
® ® © -

(@)
@) ) ® & &6
@) @) @
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FIND U JIerko mporpaMMHUpPYeTCsi C IIOMOIIbI0 PEKYPCUBHOI MPOILeAyphl

dyuxmma FIND(x)
ecmm X # 1(x):

1(x) < FIND(7t(x))
BepryTh 70(X)

[TpenMyIiecTBO 3TOM MPOCTOM MOAUGUKAIIUN MPOSBJSIETCA B JIOJTOCPOYHON
IepcreKkTuBe, a He MTHOBEHHO, II03TOMY TpeOyeT 0co0oro aHasmsa: Mbl JOJIK-
HBI PacCMOTPeThb nocsiedogamesmwHocmu omneparnuii FIND u UNION. DTa amopmusu-
poeanHas cmoumocms (amortized cost) okaspiBaeTcsa HeMHorum Gosbiie O(1) u
3HAYMTEJIFHO YJIy4IlIaeT Hally npeaplayiyio oneHky O(log n).

[MoueMmy Ha KaXX[plil 3ampoc B cpeqHeM (IIOYTH) XBATaeT OAHOU OMeparjuu?
Bemp HekoTOpHIe onepauny FIND BrojiHe MOTYT OBITh AOJTUMU? BEITIOJHAA TaKyio
orepanuio, Mbl 3a0[JHO IlepeBellIrBaeM Bce NPOXOJUMble HaMU BepIIVHBI Cpasy
moJ KOpeHb, TaK YTO BTOPOH pa3 JOJIOM ollepallyl ¢ HUMH He OyneT. 3HAUUT,
KOJIMUECTBO AeMCTBUI, MOCBAIIEHHBIX JAHHOU BepiirHe, 6yaeT Heboybmum. (TyT
eCTb TOHKOCTh: BepIINHA, ofBellleHHas K KOPHIO, BIIOCJIEICTBUN MOXeT OKa3aTh-
cA B IJlyOMHe JiepeBa, KOraa 3TOT KOpeHb OyAeT COeqUHEH ¢ APYTMMU KOPHAMU, U
CHOBa IOJIyuuTcA Aosras onepauusa. Ho aTo, kak Mbl cefiuac yBUAUM, ObIBaeT pefi-
KO U Ha cpeJjHee BjmMAeT MaJo.)

BeiiesmiM B Halllel CTPYKTYpe «BEPXHUE YPOBEHB», COCTOALININ U3 KOPHEH Je-
PEeBbEB, U «HIDKHUU YPOBEHB», COCTOAMNI M3 BHYTPEHHUX BeplinH. CyliecTByeT
pasfienieHne Tpyna: onepaiuu FIND (co cxaTrem myTeil nm 6e3 Hero) 3arparmBa-
10T TOJIbKO BHYTpEHHIe BeplLINHEI lepeBbeB, B TO BpeMs Kak oneparun UNION (1o-
CJie TOro Kak Mbl yXe Halll/I1 KOPHU coeAWHAeMBIX JiepeBbeB ¢ ToMoIbio FIND) 06-
pamanTcAa TOJbKO K BepXHeMy YpoBHIO. TakM oOpa3oM, cxaTue nyTell HUKaK He
BJIMsAEeT Ha Ha0Op KOpHe! U Ha TO, KaKye BepUINHbI IOAYMHEHbl JAHHOMY KOPHIO.

Cxartue nyTeil He MeHsET PaHTY, HO MeHseT AepeBbs, TaK YTO paHI' yXe He
00s3aH coBIajaTh ¢ BBICOTON IojfepeBa. 3aMeTHM, YTO KaK TOJBKO HeKoTopas
BepIIIMHA [lepecTaéT ObITh KOPHEM, OHA HaBCera OCTAETCs BHyTPeHHe! U e€ paHr
3a¢ukcupoBad. TakuMm 06pa3oM, paHTH BCeX BEpIINH He MEHAITCA MPU CKaTHU
MyTe, XOTh 3TU YKcJia OoJbIille He MOTYT ObITh MHTEPIIPETUPOBAHEI KaK BHICOTHI
noazepesbes. B uacTHOCTH, cBoficTBa 1—3 (C. 133) ocTarTea B cue.!

Ec/m uMeeTcs n 37IeMEHTOB, UX PAHTHU JiexaT B oTpeske oT 0 fo log n mo cBoii-
cTBY 3. PazziesmiM HeHyJIeByI0 4acTb 3TOTO MHTepBaJja Ha HEKOTOphIe Cllel{albHO
nogo6paHHble YacTu (U3 cooOpaxeHul, KOTOpble CTAHYT SICHBI MIO3XKe):

{1}, {2}, {3,4}, {5,6,...,16}, {17,18, ..., 216 =65536}, {65537, ..., 265°36} .

KaxJas U3 3TUX yacTeil umeet Buf {k + 1, k + 2, ..., 2K}, rne k — cTenens npoii-
kn. KosmuecTBo yacteil paBHo log” n, TO ecTh 4Mcly MOC/e0BaTENbHBIX Olepa-
Ui log, KOTOpbie HEOGXOAUMO MTPUMEHUTH K 1, YTOGH! MOJIyYUTh YKCJIO, HE Ipe-

lTyT HaJlo OBITh aKKypaTHbIM. CBOKCTBO 2 Temnepb BEpPHO JIMIIb [l KOPHEBHIX BEpIINH paHra k
(oHM 06pa3syrTcs, KOrjja COeMHAITCA Be BepIINHEI paHra k — 1). B jaspHelimeM BepimyHa paHra k
MOXeT CTaTh BHyTPeHHeMH, 1 IPU CKaTUH ITyTell IOTePATh KOT'o-To U3 CBOUX JleTeil. Ho B yro6oM ciydae
3TH AETH He HCIOJb3YI0TCA IPU 06pa30BaHMM HOBBIX BEPIIWH paHra k, Tak YTO CBOMCTBO 3 OCTa&Tcs
B cute. — IIpum. ped.
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BepO}ITHOCTHbIﬁ AJITOPUTM U 3aJa4Y O MUHHMAJIbHOM pa3pe3e

M5l yXe rOBOPUJIM O CBA3U MEXAy MOKPHIBAIINNMU IEPEBBAMU U pa3pe3aMu.
Bot mpyroii npumMmep. YoaymM nociefjHee ped6po, KoTopoe ajroputM Kpyckana
[o0aBJysieT K MOKPHIBAaIOIIEMy JlepeBy; AepeBO pa3de/mMTcs Ha JBe KOMIIOHEH-
THI U TOJy4uTCA paspes (S, S). UTo MOXHO ckasaTh Tpo 3TOT paspes? IIpen-
MOJIOKUM, YTO BCe Beca pEGep OAWHAKOBBIE, a MOPAMIOK pébep (B ayropuTrMe
Kpyckana) ciaydaiiHbiii. Torna ¢ eepossmHocmbio no kpaiixeti mepe 1/|V|? pas-
pes (S, S) aanmaemca MuHUMATBHHIM (MUHAMAJLHO YKHCJIO pé6ep, IPOXOAAIINX
mexay S u S). TTosropus 310 O(|V|?) pas (xaxapiii pas BHIOUpas HOPAAOK Pé-
6ep ciy4yaiiHO) U B35IB MUHUMAJIbHBIU U3 HaW[AEHHBIX Pa3pe30B, MbI C 0O0Jb-
II0Y BEPOATHOCTBIO (ckaxxeM, 99%, nm Jt060i Apyroy, eci B3ATh MOAXOAA-
myio koHctanTy B O(|V|?)) mosyuum MuHMMA bHBIHA paspes B G. TeM caMbIM
ToJIyuaeTcsi BepOATHOCTHEII aaropuT™ co BpeMeHeM pa6otsl O(|E||V|? log |V ])
U1 HEB3BeIIeHHBIX MUHUMAaJIbHBIX pa3pe30B. YJIyullleHHBI BapUaHT 3TOro aJl-
ropuTMa, umeromuii Bpema pa6otsr O(|V|? log |V|), moctpomn Jlesun Kaprep
(David Karger), 1 9TO caMbIil OBICTPBII M3 U3BECTHBIX CEMYAC aJrOPUTMOB.
[MToueMy pa3pe3 mocjefHero mara 6yieT MUHUMaJIbHBIM C BEPOSATHOCTBIO 110
MeHbIIeii Mepe 1/|V|?? Ha kaxJoM Iare MHOXeCTBO BepIIMH pa3buTo Ha
KOMIIOHEHTHI CBA3HOCTU. BepuinHel, fo6aBisieMble K AepeBY, COEAUHAIT pas-
Hble KOMIIOHEeHTHI. KoymuecTBO pEGep, MHIMAEHTHBIX KX O KOMIIOHEHTE, HE
MeHnblie C (pa3Mepa MUHHMAJIbHOTO pa3pe3a B G), IOCKOJBKY OHU COOTBET-
CTBYIOT Jpyromy paspesy. Korpa ocrasioch k KOMIIOHEHT, YHCJIO IPUTOAHBIX K
JnobaByieHUI0 peébep He MeHbIne kC/2 (M3 KaxOoi M3 k KOMIIOHEHT UCXOUT
1o MeHbIIer Mepe C pébep, HO HAJI0 y4eCTb ABOMHOM MOJCYET KaxJoro peod-
pa). MoxHO cunTath, YTO Ha KaXJOM Illare ajrOpuTMa Mbl BEIOMpaeM CIy-
YaiHoe emlé He pacCCMOTPeHHOe pebpo, TaK YTO CJeylolee BO3MOXHOe pedbpo
u3 crrcka Oy/ieT BXOOUTh B MUHUMAJBLHBIN pa3pe3 C BEPOSTHOCThIO He OoJiee
C/(kC/2)=2/k. Takum o6pa3om, ¢ BepositHOCThi0 1 — 2/k = (k — 2)/k BbIGOD
1 Ha cJlefyIoleM Iare He 3aTPOHET MUHUMAJIbHOTO pa3pe3a. [Io3ToMy BeposT-
HOCTh TOT0, YTO aJTopuTM Kpyckasa Tak 1 He 3aTpoOHeT MUHUMAaJIbHBIH pa3pes
BILJIOTH [0 ITOCJjlefJHero peOpa MOKPHIBAIOIIEro JiepeBa, 10 MeHbIIel Mepe

viz2 Ivi=s Ivi=4 ~2.1___2
VI WI=1 -2 43T VIVI- 1)

Bocxofgmee eauHunbl. Hanpumep, log™ 1000 = 4, Tak kak log log log log 1000 < 1.
Ha npakTuke GyOyT MCIOJBb30BAThCsA TOJBKO [epBhle MATh U3 YKa3aHHBIX MHTep-
BaJioB; GoJbIe TpebyeTcs TobKo mpu n > 2°°53% 1o ecTh HuKOrAA.

PasHble BBI30BHI onepanuy FIND 3aHUMAaIOT pa3Hoe BpeMs. MBI Ol[eHUM cped-
Hee BpeMsA pabOTH IIpY NOMOIIU XUTPOHN Oyxraarepuu. A MeHHO, KaX 0ol Bep-
[IIMHe MBI Ja[M OINpefdesiEHHOe KOJIMYeCTBO JeHer, TaK YTO B CyMMe OKaXeT-
cs posgaHo He 6osiee n log” n py6GJsedl. 3aTeM MBI IIOKaXeEM, YTO KaX /bl BBHI30B
FIND 3anumaer O(log" n) maros Imoc HEKOTOPOE JONOJHUTEJLHOE BPeMs, KO-
TOpOe MOXHO «OILJIATUTh» JIeHbIaMH 3aJIelICTBOBAHHBIX BEPIINH, [0 pyOymo 3a
eVHULY BpeMeHU. TakuMm o06pa3oM, cpeflHee BpeMs i1 m BbI30BOB FIND pas-
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HOo O(m log”* n) (HenmocpeCTBEHHO yuTEHHOE) IU0C He Gosiee O(n log* n) 3a cuér
BepIIVH.

Bosiee TouHO, BepuIMHA MOJydaeT CBOU AEHbIU, KaK TOJHKO OHA IepecTaér
OBITh KOpHEM; B 3TOT MOMEHT eé paHr ¢ukcupyeTcsa. Ecim 5TOT paHr nomnagaet
B uHTepBas {k + 1, ..., 2K}, To Bepmmua monyuaer 2F py6neii. Ilo cBOCTBY 3 KO-
JITYECTBO BEPIUIMH paHra OoJble k He IMpeBhHIaeT

n n n
o+ g e S op

TakymM o6pa3om, ob1jas cymMMa, BEIJaHHAs BeplIMHaM U3 JaHHOTO MHTepBasa, He
IpeBHIaeT n pydJieli, U Tak Kak BCEro MHTepBasioB log” n, To obIas po3faHHas
cymma < n log” n.

Bpewms BrinosHeHUs onepauuu FIND nponopiioHabHO (1A IPOCTOTHl CYU-
TaeM — paBHO) KOJIMYeCTBY IIepeXxo/ioB OT ChiHa K oTHy. IIpu 3TOM paHru Bospac-
TalT, U B KaKKe-TO MOMEHTHI ITepeXOAT U3 IPYIIEI B TPYIIY IO Hallel KJjlaccu-
¢bukanuu. Takux mepexozioB rpaHuiibl He 6osee log” n (moHnMMaeTe, moueMy 3TO
tak?). dtu nepexozpl u qaroT O(log™ n) maros, a ocTasbHbBIE HY)XHO OIUIATUTH 3a
CYET BepIIVH.

I[Tpu nepexone npoueAypsl FIND 0T peG€HKa K poguTesIo (ec/i UX paHTy B Of-
HOI rpyIilie, M. Bbille) peGEéHOK IIATUT py6sb. [Ipu Toli ke onepaunu FIND mpo-
HCXOOUT CXXaTue MyTel, TaK 4YTO 3TOT pe6EHOK MepeyChIHOBJIAETCA pouTesieM 60-
Jlee BBICOKOI'O paHra. Tak MoxeT IIOBTOPAThCA HECKOJIbKO pa3 [yl OJHOI0 U TOTro
e peOEHKa — HO XBATUT JM y Hero JieHer? [Ioka paHr poauTeJi OyieT OCTaBaThCsA
B TOI1 Xe I'pyIIIe, YTO PAHT peO&HKa, XBATUT: BHYTPH Ipymns {k + 1, ..., 2K} 6yzmet
Mesbire 2F mraros. A mocsie 3Toro (Korga poauTe s GyAyT U3 CTAPIIMX IPYII) 3a
repexopl IeHeT y BepIIUH He 6epyT 10 [IpaBUJjaM OILJIATH.

DTo 3aBepInaeT JoKasaTebeTBo oneHkn O(log” n) s cpeHero BpeMeHu Bbi-
[IOJIHEHU NIocJleJOBaTeJIbHOCTY Ollepalilii B pacuéTe Ha OAHY OIepaljuio.

5.1.5. AsroputM IIpuma

BepHéMcsA K 00CyXX JeHUI0 aJTOPUTMOB [ MUHMMAaJIbHOT'O ITOKPBIBAIOIIEro Aepe-
Ba. CBOICTBO pa3pe3a NMoKa3blBaeT, YTO AOCTATOYHO CJieJoBaTh Takoul (skadHOi)
cTpaTeruu:

X — {} {subpamumne ma nammmit MoMeHT pé&bpa}t
IIOBTOPHATE :
BeOpaTh MHOXecTBO S €V, muma xortoporo X He mMeeT pébep
vexny S u V—3S
e € E « pebpo MummMManmpHOrO Beca Mexuy S m V — S
X —XU{e}
moxa |X|<|V|—1

[MonynspHOU aymbTepHATHUBON ayroputMy Kpyckana sByAeTcsa airoputM Ipu-
Ma, B KOTOPOM X ABJIAETCA MHOXECTBOM pébep HEKOTOpOro mojjepeBa, a S —
MHOXeCTBO BepIIrH pédep u3 X.

Ha xaxpgowm mare K gepeBy nob6asirieTcs oOfHO peOpo, a UIMeHHO, peOpo Hau-
MeHblIIIero Beca cpeii pédep, COeMHAIINNX S U ero JonoyHeHHue (PUCYHOK 5.8).
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Puc. 5.8. Asroputm Ilpuma: pé6pa MHO)kecTBa X 00pa3yloT AepeBo, @ MHOXECTBO S COCTO-
UT U3 BEpLIMH 3TOr0 AepeBa.

S V-5

O

Jpyrumu cioBaMu, Ha KaXxJJoM Iiare K S fo6aBJisieTcs BepIIvHaA V € S MUHUMAJTb-
HOI CTOMMOCTHU B CMBICJIE TAKOT'O OIlpefie/leHus:

cost(v) =min w(u, v).
ues

JTO CUJIPHO HallOMUHaeT aJropuTM JleliKCTphl, 1 Ha caMoM JeJle ICeBI0KOA
(pucyHok 5.9) mpakTuuecku TOT Xe. EqUHCTBEeHHOe pa3jiurie B TOM, KaK 3a4al0T-
CsA IpUOpUTETH B ouepeu. B asroputMe IIpriMa npruopuTeT BEPIIMHBL V ONpee-
JIFETCA 3HAYeHUeM cost[v], To ecTb MUHUMAJIbHBIM BecoM peGpa u3 S B v, B TO
BpeMs Kak B aJroputMe JlefKCTphl MBI CPaBHUBAJM TOJIHBIE JIMHBI ITyTeH, a He
TOJIbKO UX nocjeHue péopa. Ho Ha BpeMeHU paboThl 5TO He cka3biBaeTcs (OHO
3aBUCHUT OT BBIOpaHHO! peaym3aliiy ouepey ¢ IpUOpUTEeTaMU).

Ha pucynke 5.9 nokasaHa pabota ajroputMa IIpuiMma Ha MajieHbKOM rpade ¢
1IeCThI0 BeplIMHAMU. Pe3ysbTHpylollee JepeBO 3aJaéTCA MacCUBOM yKa3aTeJiel
Ha pojuTesiA (prev).

5.2. KomupoBanue Xappmana

Kak nosyuartes mp3-daiimi?

1. 3BykoBOI1 curHaJ (TouHee, COOTBETCTBYIOIIUI 3JIEKTPUYECKUI CUTHAJI) U3-
MepsieTcs yepe3 GUKCUPOBaHHBIE MTPOMEXYTKU BpeMeHH. B upeasie a3Tu uaMepe-
HUA MOXHO CYMTATH IMOCJIEOBATEJIHFHOCTHIO0 BEIIECTBEHHBIX YUCEJ Sq, So, -.., ST+
(Hanpumep, npu yactote 44100 n3aMepeHUi B CEKyHAY, KaK 3TO IIPUHATO JJI1 KOM-
MaKT-A1CKOB, 50-MuHyTHaA cuM@onus tpebyet T =50 - 60 - 44100 ~ 130 Musumio-
HOB U3MepeHuil. PeaslbHO GOBIIMHCTBO 3anKcell IPOUCXOJAT B PEXXUMeE «CTEPEO»
U [Ba KaHaJa JaloT B/IBOe OoJIbille U3MepeHUIt. )

2. ToyHOCTh U3MepeHUs OrpaHUYeHa, TaK uTo s, KeaHnyemcs (quantize) u mo-
JlydaeTcs YMCJI0 U3 HeKOTOpOoro KoHeyHoro MHoxkectBa I'. (JKenatesbHO BHIOU-
PaTh 3TO MHOXECTBO aKKypaTHO, YTOOBI Ha CJIyX BOCIPOU3BEAEHHBIN CUTHAJI OBLIT
MOXO0X Ha MCXOMHBIN).

3. IToslyyenHas nocjeqoBaTeIbHOCTD AWHEL T 13 31eMeHToB I kogupyeTcs Ou-
TaMMu.
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Puc. 5.9. Beepxy: aysroputum [IprmMa A1 NOCTpOeHNS MUHUMAJIbHOTO IOKPHIBAIOIIEro Aepe-
Ba. BHu3y: npumep paboTH aJropyUTMa, 3alyIieHHOro U3 BepIinHb A. IToka3aHbl 3Ha4eHNA
MAacCUBOB cost/prev U IOCTPOEHHOE AePEeBO.

nporexnypa PRIM(G, w)
{Bxozn: ceasmit meopuenTuposanmii rpad G =(V, E) ¢ Becamm pébep w,.}
{Boxoz: MuHUMAaNBHOE NOKphBalee AEPEBO, 33LAHHOE MAacCUBOM prev.}
I BCeX BepmmH UEV:
cost[u] « o0
prev[u] < nil
BHOpATh NPOU3BONBLHYO HAYANbHYHD BEPUMHY U
costuy] <0
H «— MAKEQUEUE(V) {B rauecTBe Kimoue#t MCIONb3YIOTCA 3HAYEHUs COSt}
moka H me mycTo:
v « DELETEMIN(H)
s Bcex pébep {v,z} €E:
ecm z€H u cost[v] >w(v, 2):
cost[z] —w(v, 2)
prev[v] < v
DECREASEKEY(H, 2, cost[z])

MHoxecTBO S A B C D E F
{} 0/nil | co/nil | co/nil | co/nil | 0o/nil | 0o/nil
A 5/A 6/A 4/A | co/nil | co/nil
A, D 2/D 2/D 00/nil 4/D
A, D,B 1/B oo/nil 4/D
A D,B,C 5/C 3/C
A D,B,C,F 4/F
A D,B,C,FE

Ha nocregHem miare ucrosb3yetcs koaupoBaHue Xaddmana. OObACHUM ero
Ha npocTtoM Ipumepe. [IycTs, ckaxeM, HaJ0 3aKOUPOBaTh €JI0BO u3 130 mus-
JmoHoB OykB ajipaButa I' = {A, B, C, D}. MOXHO KaxAyi0 OYKBY KOMPOBATh IBY-
ms 6urtamu (A xak 00, ..., D kak 11) —noHagoburcsa 260 meraburos. A Kopoue
HeJb35?
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[TocMOTpUM Ha ITOC/IeA0BATEBHOCTD 60Jiee BHUMATEJIHHO. [Ipe ook, 4To
MBI 0OHAPYXUJIM, YTO pa3Hble OYKBBI BCTPEYAIOTCA C Pa3HOM 4aCTOTOM:

OykBa KOJIMYECTBO

A 70 MUJUIIOHOB
B 3 MHJUTIOHA

C 20 MUJUTMOHOB
D 37 MUJUTMOHOB

Hesb3sa /m 3TO NCHOJb30BaTh U YaCTO BCTpeydatoniuecs OyKBbl KOAUPOBATH I10-
Kopoye 3a cUéT MeHee yacTeix? Ho ecym kofpl 6YKB pa3HOM JJIMHBI, TO KaK IMPO-
BecTu rpanuifsi? CkajkeM, ecJi UCII0JIb30BaTh KojoBkie cjioBa {0, 01, 11, 001}, To
MOXHO packogupoBatb 001 ABymsA pasHbIMU crioco6aMu. Takoro He CJIYUUTCA, ec-
Jm KoJ siBJisieTcs GecnpegurcHbim (prefix-free): HUKaKoe KOJIOBOe CJIOBO He ABJIA-
eTcs HayaJioM Apyroro.

KomoBeie cyioBa (komapl 6yKB) GecrpedrKCHOTO KOAA MOXHO M300pa3uTh Bep-
IMHAMU IBOUYHOIO JlepeBa; 3T BepIIMHBI OyyT JMCThsIMU JepeBa (moyemy?),
U COOTBETCTBYIOIlee KOAOBOE CJIOBO MOXHO IPOYECTh Ha IyTU U3 KOPHA B 3TOT
yuct (moBopoT HajieBo o3HauaeT O, HampaBo— 1). Ha pucynke 5.10 mokaszaH
NpuMep Takoro Kofa AJiA YeThIPEX CUMBOJIOB A, B, C, D. Ilpu pacimmdpoBke MBI
YUTaeM IOCJIefOBAaTEIbHOCTh OUTOB, IOBUTasch IO AePeBYy CBepxy BHU3 (HaJie-
BO/HAIpaBo MpU YTEeHUM HyJi1/equHuIbl). Jodias no mcra, Mbl roBopum cebe,
YTO HAILM KOJ OUYepeqHOro CUMBOJIA, IleyaTaeM 3TOT CUMBOJI U CHOBA HauyMHa-
eM [IBIDXKeHUe ¢ KOpH:A. TeM caMbIM JIeKO[iIpoBaHue Mo-IpexXHeMy OHO3HaYHO, U
€CTh IIaHC COKOHOMMUThD: B HallleM YCJIOBHOM IipuMepe (¢ Kojom puc. 5.10) BmecTo
260 merabuTtoB nosyqaetcs 213 merabutos (Ha 17% Jsydie).

B aToM npumMepe Kaxas BeplInHa AepeBa JMOO0 ABJAETCA JHMCTOM, JMOO0 NMeeT
IByx cocefieii. Ecym1 5TO He Tak, TO HEKOTOpbIe MOCJeIoBaTelbHOCTU (KOTJa MBI
CBOpauyrBaeM B CTOPOHY, KOTOPOH B JiepeBe HeT) AaayT OUIMOKY B pacmudpoBke
(mpu nmpaBUJIbHOM KOAUPOBAHUH TaKOT'O He MOXeT MOJIyYUThCsA). MBI YBUIUM, YTO
B 3TOM CJIlyuyae KoJ— He CaMblil 5KOHOMHBIH.

Puc. 5.10. [lepeBo KoAoB. B xBagpaTHEIX CKOOKax yKa3aHbl YaCTOTHI.

CUMBOIJI | KOA
A 0
B 100
C 101
D 11

B [3] C [20]
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Kak B o0111eM cJiyyae HaliTh ONTUMaJbHOE KOAUPYIOIee AePEBO, 3HAsI YACTOTHI
f1> fas +ee» fr AJIS1 KOOUPYEMBIX N CUMBOJIOB? MBI XOTUM MHUHUMU3UPOBATh

n

CTOMMOCTD JlepeBa = Z f; - (rtoy6uHa i-ro cMMBOJIA B AepeBe)
i=1

(umcsio 6GUTOB B KOJOBOM CJIOBe paBHO ero riy6uHe B Aepese). Ilog wacTtoramu
MOXHO [TIOHMMAaTh KOJIMYECTBO OYKB JAHHOT'O BU/A B KOAUPYeMOM cJioBe (M J10-
JI0 TaKuX OYKB, TO/IEJIMB BCE HA UTHY CJIOBA).

Yno6Ho npefcTaBsATh cebe CTOMMOCTh HEMHOTO MHauye. XOTSA HaM 3a/JaHb
TOJIbKO YaCTOTHI JIHICTbeB, Mbl MOXXEM IIPUIMCATh YacCTOTy KaXXJOU GHYmpeHHell
BepIIMHe KaK CyMMY 4acTOT €€ JICTbeB-I0TOMKOB; APYTMMHU CJIOBaMHU, 3TO KOJIU-
YeCTBO MPOXOJIOB Yepe3 3Ty BHYTPEHHIOI0 BEPIINHY [IPY KOOUPOBAHUU U IEKOAH-
poBaHuu. MOXHO IpefcTaBjATh cebe 1eJ0 TaK, YTO IPU KOAUPOBAHUN MBI UAEM
II0 JlepeBy U B KaxJioll BepiinHe (KpoMe KOpH:A) AobasisieM 6UT K kofdy. OTcioaa
BUHO, YTO MUHUMU3UpyeMas HaMu

CTOMMOCTD ep€Ba —3TO CyMMa 4aCTOT BCEX JIMCTHEB Y1 BHYTPEHHUX BEP-
IIIMH, 3a UCKIIOYE€HNEM KOPHA.

Kakumu cBoricTBaMM JIOJDKeH 00J1aaTh ONTHUMAaJbHBIN KoA? [locMoTpuM Ha
camoe JIMHHOe KOZ[0BOe cJIoBO. OHO JIOJDKHO OBITH MapHBIM, TO €CTh CJIOBO, KO-
TOpOe OTJIMYaeTcs B ocjefHeM 6uTte (CoceJHUI JIMCT), TOXe JOJDKHO OBITh KOZO-
BBIM cJI0OBOM. Hanpumep, ecsm Mbl Kakylo-TO OykBy Koaupyem Kak x0, a kak x1
HUYEro He KOAUPYeM, TO IT0UYeMy JKe MBI He HCIIOoJb3yeM IIpocTo X ? Beap mosyduT-
¢ Toxe 6ecipeUKCHBIN KOZ, U OyneT kopoue. (AHAJIOTUYHO MOXHO J0Ka3aTh,
YTO B ONTHUMAaJIbHOM KOZe JI00as BEPIINHA, He ABJIIOIIAsACS JIMICTOM, UMEET JBYX
JeTeH, HO 3TO HaM He ITOHAaJ00UTCs.)

HTak, mocMOTpUM Ha [jBa PSALOM CTOSIMINX JIMCTA HAa HIXKHEM YPOBHE JlepeBa.
Onu 6yAyT KogamMu KaKUX-TO ABYX CUMBOJIOB. EcJli 3TO He [iBa caMbIX peKUX CUM-
BOJIa, TO MOXHO ITOMEHATh UX MECTaMU C 3TUMU CaMbIMU PeAKHMMH, 1 HUYEro He
npourparb. 3HaYUT, 6€3 OrpaHNYeHUs1 OOIHOCTA MOXHO MICKATh KO/, B KOTOPOM
08a cuMBoJia i U j ¢ HAUMEHbLUUMU YACMOmMamu Cmosm 8 COCeOHUX JIUCMbAX HA
HUJICHEM YPOGHe.

BcriomuHas, 4TO CTOMMOCTB €CTh YKCJIO ToceeHUl BecexX JMCTheB, OyieM Ccuu-
TaTh OTAEJILHO 3aXO/bl B 3TH JBa JmcTa (rae i u j). Takux 3axonos Oyzer f; + f;.
A ocTasibHbBIE 3aX0[bl COOTBETCTBYIOT CUTYaI[UM, KOT1a MbI 00beAUHUJI CIMBOJIBI
[ ¥ j B OJINH, KOTODHI BCTpeyaeTcs f; + f; pas, ¥ B KauecTBe KoJa eMy ObL1 HazHa-
yeH 00U poAUTeb HANX JMcTheB. Hao60poT, n3 mo60ro Koja il COKpaIléH-
Horo aspasura (rfe i ¥ j ckJjleeHbl) MOXHO Cc/IeJIaTh KOA AJI1 UCXOJHOTO ajihaBUTa,
JIOTIOJIHUB KOZ 00beIMHEHHOTO CUMBOJIA HYJIEM U eAUHUIEH (A i U j).

Orcioia cyieiyeT, YTO TOOUTCA TaKOU (B KAKOM-TO CMBICJIE XKaJHBIN) aJTOPUTM:
WIIeM JIBa CUMBOJIA C HAUMEHBIINMU YacToTaMU (Ha puCyHKe f; U f,), coequHsAeM
YX B OAVH U CBOIUM 33a/1auy K MeHbIIIEH TOTO Xe THUIIa.

Jpyrumu cjoBamMu, Mbl BRIOpAchiBaeM f; U f, M3 CIMCKA 4acTOT, AOOABJISEM
(f1 + f2) u 3aroraB/mBaeM pasBUIKY OJIs HUKHEro ypoBHsL. [lojiyuaeTcs Takolt aj-
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fi f

TOpUTM, HUCIIOJIb3YIOL[UI oduepeib ¢ npuoputetamu (c. 110). OH TpebyeT BpeMeH!U
O(n log n), ecym pUMeHATH JBOUYHYIO Kyuy (paszes 4.5.2).

nponenypa HUFFMAN(f)
{Bxox: maccus wactor f[1...n].}
{Buixopn: mepeBo KOIMpOBaHUS C N JUCTHAME. }

{H — oueperns c mpuopureTamu c xKmodamu f [-]}
mna i or 1 mo n: INSERT(H,i) c xmowoM f [i]
g k or n+1 no 2n—1: {myxuo n — 1 BHyTpeHHuX BepumH}
i < DELETEMIN(H)
j < DELETEMIN(H)
CO3I]aTh BepuMHy C HoMepoM k u meTeMu 1, j
flk] < fLil+£]
INSERT(H, k) ¢ xmouom f [k]

[TocMmoTpuTe Telepb Ha Halll UTPYIIEYHBIH IpHUMep: 3a4a€T Ji AepeBo puc. 5.10
ONTUMAJIbHEIN KO/ M/ ObIBaEeT ellé Jiyyre?

5.3. ®opmMysl XopHa

Meutbl 06 UCKyCCTBEHHOM MHTEJIIEKTE HABOJAT HA MBIC/Ib, YTO MOJIE3HO OOYINTh
KOMIIbIOTEDP OOpAIeHNI0 C JiorThdyeckuMu (popMysiamu. B 3TOM paszesie Mbl pac-
CcMOTpUM (POpMyJIBI U3 OrPAaHHUYEHHOI0 KJiacca, Ha3biBaeMble Gopmyiamu XopHa
(Horn formulas).

@opMyJIBI CTPOATCA U3 Oys1esblx nepemeHHbLx (Boolean variable), koTopsie Mo-
TyT MPUHUMAaTh 3HaueHuA true (uctuHa) wm false (Jioxs). [lepeMeHHBIE CO-
OTBETCTBYIOT KaKUM-TO YTBEPXJAEHUAM, TUMA «yOUHACTBO MPOU3OIILJIO HA KYXHE»,
«IBOPEITKUE HEBUHOBEH» WJIU «IIOJIKOBHUK CITajl B 8 Beuepas.

B dopmysel OyayT BXOAUTH IlepeMeHHbIe U UX OTPULAHUsA; U Te, U IpyTue Ha-
3pBaro0T siumepatamu (literal). OTpunanue X («He x») MepeMeHHOM X CUYMUTAETCA
WCTUHHBIM, KOT/1a IepeMeHHas X JiokHa. Mopmysibl XopHa MpeACcTaBJSIIOT COO0H
KOHBIOHKIIUIO YTBEPXIEHUH IBYX BUIOB (0 3HAUEHHUSAX MTePEMEHHBIX):

1. Mmnukayuu, jeBasi 4aCTh KOTOPHIX — 9TO KOHBIOHKIUsA (Joruueckoe W)
MPOU3BOJIPHOT'O KOJIMUECTBA MEepeMEHHBIX, a IpaBas 4acTh — OfHa MepeMeHHasl.
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DHTpoONUs

B Tpéx ropojiax CTOUT IO METEOCTAHIINU, KOTOpas PETUCTPUPYET JOXK b, CHET
WM SICHYIO MOTOy; BOT JAHHBIE TIO J0JIe TaKUX JHEN (U3 OOIIero 4uciia, cKa-
xkeM, B 200 mHe):

fABneHne A b B
JIOX JTb 0,15 0,30 0,20
CHer 0,10 0,05 0,30

sAcHaa moroga 0,70 0,25 0,30
ocTajibHOe 0,05 0,40 0,20

I'me moroma «pa3HoobpasHee»? MOXHO YTOYHUTH 3TOT BOIPOC TAK: TAe Me-
TEOCTAHIMHU MOTpebyeTcs Ooblne GUTOB, eCJ CKUMaTh MHPOPMAIIUIO O MO-
rofie B 3TOM IOpoJie ONTUMAaJIbHBIM OecripedrKcHBIM KofgoM? WHGopmanus o
norofe B ropoje — 3T0 ¢ji0BO AymHBEL 200 B 4eTBIPEXOyKBEHHOM ajipaBute. Aj-
roput™ Xadpdpmana gaét 290 6utos gia A, 380 6utoB a1 b u 400 6utoB gy B
(rme mByXOUTOBBIM KOJ| OKa3bIBAETCs ONTHMMAaJIbHBIM). B 3TOM cMbIciie moroga
B A Hauboslee mpecKasyeMasi.

T'oBopsa duocodcky, IOCIeIOBaTEIbHOCTh COOBITHI TeM OoJiee cilydaiiHa
(Hempefckasyema), 4eM XyXe OHa CKMMAETC:

0oJlee CKUMaeMoe = MeHee cnyqaf?lHoe = OoJiee IIpeacKasyemoe.

[TycTh ecTb n BO3MOXHEIX HCXOJOB C BEPOATHOCTAMU D1, Doy, ---, P, (B HalleM

npuMepe n =4) 1 IocjeI0BaTeIbHOCTh U3 M UCIbITaHUU. [Ipy 60JIbIIIOM m Yuc-

JIO UICXOJIOB THUIIA i 0OBIYHO OJIM3KO K mMp;; MPeAnooXUM I IPOCTOTHI, YTO

PaBEHCTBO TOYHOE, a TaKXXe 4TO BCE p; ABJHAIOTCA CTENEeHAMU ABOMKU (TO ecTh

umetot Bug 1/25). o UHIOYKIIUM MOXHO OoKa3aTth (ympaxHeHue 5.19), 4To Kof
n

Xaddmana notpebyet Y. mp; log,(1/p;) 6utoB, TO ecTh
i=1

1=

n
1
H(pla cees pn):Zpl 10g2 =
: Di
i=1
OMTOB Ha OJJHO M3MepeHue. DTy BeJIMUNHY Ha3bIBAIOT SHmponueli IllenHoHa pac-
npefesieHus Py, «.., Pp-

Ecym BepoATHOCTH He paBHBI B TOYHOCTH CTeleHsAM ABOMKH, To Ko Xahdma-
Ha TpebyeT 6oJblle OUTOB, YeM rOBOpUT (GopMyJia [yl SHTPONUM (HO MOXHO
NpUOM3UTHCA K 3TOH OIleHKe, e/ MCIOJb30BaTh 0oJiee CJIOXKHBIE KOJpI, Ha-
IpuMep, KOAUPOBATh OJIOKY M3 HECKOJIbKUX OYKB). q .

JUtst uectHoi MoHeThl (1/2, 1/2) sHTpomusi paBHa > log, 2 + 5 log, 2=1,
Y TPUBUAJIbHOE KOMPOBAHUE KCXOAOB HYJIEM U €AUHUIIEN ONTUMAaJbHO. A

= 3
HeCMMeTpUYHOI1 MOHeTH (3/4, 1/4) sHTponusA Gy#eT MeHbIIe: 2 log, % +

1

AF 7 log, 4 =0,81. Kog XabdmaHa 11 JByX UCXONOB HUYEro He S5KOHOMUT, HO

OoJiee cJIOXKHBIE KOApl (CKakeM, IpUMeHsAeMble B CTaHAAPTHBIX MIporpaMmax
coxaTys (aisioB) M03BOJHIOT MPUOIM3UTHCS K 3TOU OLIEHKe.
CM. Taxxe ynpaxsHeHud 5.18 u 5.19.
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OHU BBIPAXAIT YTBEPXKAEHUs BHUIA «€CJIM BCE YCJIOBHUS CJieBa BHITIOJHEHBI, TO
JOJDKHO OBITH BEPHO U yCJIOBHE cnpaBa». Hanpumep, dopMymia Buga

zAW)=>u

MOXET O3HAYaTh «eCJM MOJKOBHUK CIas B 8 Beuepa M yOUIICTBO MPOU3OILIO B
8 Beuepa, TO MOJIKOBHUK HEBUHOBEH». BRIPOX IeHHBIIT (HO AOMYCTUMBIIT) BapHUaHT
VMITIMKAIUY — UMILUTMKALUSA ¢ MyCTOM JIEBOI YacThI0 «=> X», O3HAUaloIias mpo-
CTO, YTO X BEPHO: «yOUICTBO TOYHO MPOU3OIILIO HA KyXHE».

2. TToJTHOCTBI0 ompuyameJtbHvle OU3bIOHKMbL, COCTOAIVE U3 AUIbIOHKITHI (J10-
ruyeckoe VJIA) Ipon3BOBHOIO KOJIMYECTBA OTPUI[AHME, KaK B CJIyyae

mvvvy)
(«BCce He MOT'YT OBITh HEBUHOBHBIMU»).

MbI XOTUM OIpenesmTh N0 3aJaHHOU ¢dopMysie XopHa (To ecTh HabOpy orpa-
HUYEHUU 3TUX [IBYX THIIOB), CYIIeCTByeT JI1 HelpOTHMBOpPeuuBOe OO0bsCHEHUE —
Habop 3HaueHUH true/false MepeMeHHBIX, KOTOPHII YI0OBJIETBOPSET BCEM Orpa-
HUYeHUAM. DTO Takke Ha3blBAeTCs GbINOTHAOWUM Habopom 3HaueHut (satisfying
assignment).

JIBa Busia OrpaHUYeHNN «TAHYT» 3HAY€HUs IEPEMEeHHBIX B IPOTHUBOIOJIOXHEIE
CTOPOHBI: UMILJIMKAIY TPEOYIOT IPHCBOUTD HEKOTOPHIM IEPEeMEeHHEBIM true, a OT-
punaTespHble AU3BIOHKTH FOBOPSAT, YTO UM HYXHO NpPUCBOUTH false. Ham as-
roput™M OydeT TakUM: Mbl HAUMHAEM C IIPUCBOEHNA 3HaueHUA false BCeM Iepe-
MEeHHBIM. 3aTeM MBI IpHCBanuBaeM HEKOTOPBIM M3 HUX true, HO OYe€Hb HEOXOTHO
(TOJIBKO ecym KaKas-TO UMIUIMKAINA Hac K 3ToMy BeIHYX gaet). Korza Bce Tpebo-
BaHUA TAKOT'O POJA BBIIOJHEHHI, MBI IEPEXOUM K OTPUIATEBHBIM JU3BIOHKTAM
Y TIpOBepsieM, UTO OHH BCe BBHIIOJIHEeHbI. Hamr ajropuT nosiyyaeTcs: He CTOJIBKO
XaJHBIM, CKOJIbKO He[JOBEPUMBBEIM: OH IIOJIAraeT KaKyl-TO IepeMeHHYH HCTHH-
HOH, JIMIIB €CJI ero K 3TOMY BBIHYIWJIH.

{Bxoz: ¢dopmyma Xopma.}

{Bexoz: BhmonHsSOmME HabOp, €CiM eCTh. )
IIpUCBOWTL 3HaueHWe false BceM IepeMeHHEM
IIOKa €CTb He BHITOJIHEHHAs WMILIMKAIIWS :

{cneBa Bce mepeMeHHHe MCTHHHEH, a CIIpaBa IIe€peMeHHAs JIOXKHA}
[IPUCBOUTL IIEPEMEHHOM B IpaBolf YacTM 3HAYeHHe true

€CIII BCE IIONHOCTBI OTPHIATENbHHE IU3BIOHKTH BHITOJHEHH :
BepHyTb Habop 3HaUeHHit

UHaYe:
BEpHYTHb «(popMysna He BHIIOIHUMA>

Hanpumep, mycts GopMyJia IMEET BHI
wWAyAz)=x, (xAz)=>w, x=>y, =2x, (xAy)=>w, (WVXVY), (2).

MbI HaUMHAaEeM CO BcexX 3HaueHUH false U Jajiee BUAUM, YTO X JOJDKHO OBITh true B
CUJTy UMILIMKAIUU «=> X». [IOTOM MBI 3aMedYaeM, YTO Y TakXke JOJDKHO ObITh true,
Tak Kak X = y, U TaK Jjajiee.
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[Mouemy 3TOT ayropuTM KoppekteH? Ecyt oH Bo3BpaijaeT Habop 3HaYeHwUid, TO
BCE YCJIOBUSA BBIITOJIHEHBI [T0 MOCTPOEHUI0. Tak 4TO HAJO JIMIIb YOEOUTHCA B TOM,
YTO €CJI aJTOPUTM He HaXOAUT BBIMOJHAIIIEro Habopa, TO ero JelCTBUTEbHO
He CYI[eCTBYeT. DTO TaK, IOTOMY 4YTO GJyarofaps He[JOBEPUYMBOCTU ajrOPUTMa CO-
XpaHseTcs CeAy0IINi MHBapUAHT:

ecJ AJ11 HeKOTOPOTO MHOXeCTBa MepeMeHHBIX YCTaHOBJIEHO true, TO OHU
JOJDKHBI IMeTh 3HaUeHNe true B J000M BHIOJHAIOIIEM Habope 3HauYeHU!.

TaxymM o6pasom, ecj 3Ha4eHUs IepeMEeHHBIX II0CJIe BEIX0/1a M3 INKJIA He yI0BJIe-
TBOPAIOT KaKOH-TO OTpULlaTeIbHON MM3bIOHKIINY, TO BHIIOJHAIOIero Habopa 3Ha-
YyeHUN BOOOIIIEe He CYIIeCTBYeT.

®opMmysl XOpHa JiexxaT B OCHOBe s3bIKa JIOTHUYECKOr0 IPOrpaMMUPOBaHUA
ITponor; nnaTepnperaTopsl [Iposiora paboTalT Ha OCHOBE HaIllero KaJHOro aJro-
putma. KeraTtu, 5TOT aJrOpUT™M MOXHO peaji30BaTh CO BpeMeHeM, JIMHENHO 3a-
BUCAIIUM OT JyIMHbI GOopMyJIbl. SICHO J1 BaM, KaK UMeHHO (ynpaxHeHue 5.33)?

5.4. TIokpbsiTHE MHOXECTBaAaMHU

Ectp 11 gmepeBens (puc. 5.11) ¢ KaKUMU-TO PACCTOSSHUAMU MeXAy HUMU; B HEKO-
TOPBIX U3 HUX HAJI0 OTKPHITEH (HY, WJIM He 3aKPbITh IPU «ONTHMU3alNN») IKOJI;
TpebyeTcs, yTOOBI U1 KaX A0 JepeBHU Obljia IIKOJIA HAa PacCTOSIHUM He OoJblie
30 kM. Kakoe MrHMMaIbHOE YKCJIO IIKOJI HYy>KHO?

Puc. 5.11 (a) OmuaHaauats nepeBesb. (b) [apel AepeBeHb, HAXOAAIIMECA HA PACCTOSHUM
He 6oJsiee 30 KUJIOMETPOB.

(a) oc (b)
o)
de f f
2 B :
5 .

e o] g 8

1
o]

Yno6Ho 1300pasnuTh AepeBHU BeplUInHaMU rpada, a pEbpaMu CoeJUHUTH Te U3
HUX, MeX/Jy KOTOPEIMU paccTosAHue He 6osbiie 30 kM. Jy1d KaxJOH BepIINHBL X
paccMOTpHUM MHOXECTBO S, M3 caMOl 3TOIl BepLIMHH U Bcex e€ cocenell (nepe-
BeHb Ha paccTosHuu He Oosbiie 30 kM). Borpoc B TOM, CKOJIBKO MHOXECTB S,
HY’>XHO BBIOpaTh, YTOOBI ITIOKPHITh BCE AEPEBHU.
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TakuM 0Gpa3om, MBI CBEJI JIEJI0 K OOIIE 3a/jaue 0 NOKPbIMULU MHONCECT BAMLL

Bx00: MHOXeCTBO B 1 ero mogMHOXecTBa Sy, ..., S,, C B.
Bb1x00: HECKOJIBKO MHOXECTB S;, KOTOpble BMeCTe OKPHIBAIOT BCE B.
Cmoumocms: KOJIMUYeCTBO BBIOpAaHHBIX MHOXXECTB.

OueBuHOeE XaJHOe pelleHue:

oKa BCe 3JIeMeHTH B me IIOKPBITEL :
B34dTbh MHOXECTBO Si C MAKCHMAJIBHBIM YHCJIOM HEIIOKPHITHIX 3JIEMEHTOB

AJTOpUTM MOHATHEIH, XOTS He ONTUMAJIbHBII: B HaIlleM IPYMepe OH IIOMeCTHT
IKOJIy B a (Haubosblee ynciio cocefieit). OcTaHyTCsl HEITOKPHITBIMU JePEeBHU C,
ju f, 1 HUKaKue JBe UX HUX HeJb3s ITOKPHITh CPa3y, TaK YTO BCEro IOJIy4aeTcs
yeTbIpe. O[THaKO CYIIeCTBYeT pellleHre TOJIbKO ¢ TpeMs HIKoJaMu B b, e 1 i!

K cuacTbio, 3TOT aJTOpUTM Bcera JAéT pelleHre, He OUeHb JajiéKoe OT OITHU-
MaJIbHOI0:

YrBepxkaeHue. [Ipeonosoxcum, umo B codepicum n 371eMeHMo8 U OnNMuMAabHOe
nokpsimue cocmoum u3 k mHodxcecma. Toeda Hawl J*adHwvlll AIz0pumm UCnosb3yem
He bostee k In n MHoXCcecma.

B camowm piesie, 0603HAYUM Yepe3 N, YUCJIO JIEMEHTOB, KOTOPBIE HE MOKPBITHI
MocJie ¢ MIaroB Hallero ajroputMa (Tak 4to ngy = n). OcraBuIecs 3JieMEHTHI T10-
KPBITHL k ONTUMAaJIbHBIMA MHOXECTBaMU. 3HAYUT, JOJDKHO HANTUCh MHOXECTBO,
MOKpHIBaoIiee XOTA 65l 1, /k U3 ocTaBIIUXCS 2JieMeHTOB. CJieloBaTebHO,

n, 1
Ney SN — ?znt(l_z),
.. ¢
YTO [PU MOCJEA0BATEJIbHOM ITpUMeHeHnu Ja€T n, < ny(1 — 1/k)". 3uaToku maTte-
MAaTUYECKOro aHaJM3a IIOMHAT HEPABEHCTBO
1—x<e™ mmBcex x,

B KOTOPOM PaBEHCTBO JOCTUTAETCS Juib Ipu X = 0 (a He-3HAaTOKW MOTYT IOBe-
PUTH B HETO, TJIAIA HAa KaPTUHKY).

y

A
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ITosyyaem Tenepb

t
n, < no(l — %) < ny(e V)t =ne~t/k,

Inn — 1, a aTo o3Hauaet, uTO GobIIE

mpu t = k In n 4ucso n, cTporo MeHsblIe ne—
HUKaKUe 3JIeMeHTHI [TIOKPHIBATh He HYXHO.

Takum o6pazom, nmokazaresb HeaddekTrBHOCTU (0OWUOKA NPUOITLU*CEHU) HAa-
IIero aJropuTMa, TO eCTh OTHOIIIEHHEe CTOMMOCTU HAHAeHHOTO pelleHUs K OITH-
MaJIbHOMY, He MOXeT IIpeBBIIIaTh In n. OTo peasbHAasA CUTyalUA: CYLIECTBYIOT BXO-
IIbl, Ha KOTOPHIX OTHOIIIEHKE O4eHb 6JM3KO K In n (ympaxHeHue 5.34).

Ecym 3TOT mpocCTOfl aJropuTM ILJIOX, HeJb3sA JIM HAWTU JIyYNIAA aJTOPUTM
(mycTh GoJiee CJIOXKHBIN, HO ¢ MeHbIel omnOkoi)? Ha mepBbIil B3IJIA HUYEro
HEBEpOSITHOI'O B 3TOM HET, HO OKa3bIBAETCsA, YTO B HEKOTOPHIX IPeIOJIOXKEeHHAX
13 TEOPUM CJIOXKHOCTU (KOTOpPHIE OOBIYHO IPUHUMAIOT Ha BEPYy — 3TO CTAHET I1O0-
HATHee, Korja Mbl JOHIEM 0 rJiaBel 8) MOXHO J0Ka3aTh, YTO [NOJMHOMUAJIHOTO
aJropuTMa ¢ MeHbllel OmKOKOI NpHUOJIDKeHNs He CylecTByeT.

YnpaxueHus

5.1. PaccmoTtpuM ciedyroInuii rpad.

(a) KaxoBa cTOMMOCTh MUHHUMAJIbHOT'O MIOKPBIBAIOIIETO JlepeBa?

(b) CkOJIbKO pa3/MYHbIX MHHUMAJIbHBIX OKPBIBAIOIIUX AEPEBbEB y 3TOTO
rpaga?

(c) IIpumenure asroputMm Kpyckana. B kakom nopsjake nobaBsiitoTcesa pédopa?
Jma kaxgoro pebpa ykaxure paspes, 000CHOBBIBAOIIUI ero AobaBjeHue.
5.2. [TycTh HaM HYXXHO HalTH MUHUMAaJIbHOE MOKPHIBaoIIee AepeBo A CJielylo-
ujero rpada.

(a) IlpumenuTe aroputm Ilpuma k ganHoMmy rpady. Korma MoxHO BeIOpaTh
HEeCKOJIbKO BepIlMH, UCIOJb3yHTe NepBylo 10 ajidaBuTy (B 4aCTHOCTH, 3allyCTUTE
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aJTOPUTM U3 BepIIMHH A). 3anosHuTe TabJmIly, MOKa3bIBAION[YI0 IPOMEXYTOY-
Hble 3HaueHUs MaccuBa cost.

(b) IIpumenute aymroputMm Kpyckasa. [IpuBequTe COCTOSIHUE CHCTEMBI Helle-
peceKarmuxcs MHOXECTB (TO eCTh Jieca AepeBheB) i1 KaXAOTO IIara, yYUThBasa
cKaTue myTen.

5.3. IlocTpoiiTe JMHENHBIN 10 BpeMeHU aJTOPUTM [JIA CJlelylolllell 3a/jauu.

Bx00: CBA3HBIN HEOpPUEHTUPOBAaHHKIH rpad G.
Bonpoc: ectb ;1 B G peOpo, mocje yaajeHus KOToporo rpad rnepecraér
OBITh CBA3HBIM?

MoxeTe Ji Bbl yMEHbIINTH BpeMsi paboTsl asroputma 10 O(|V|)?

5.4. TlokaxuTe, 9TO €C/M HEOPHEHTUPOBAHHHIM rpad Ha n BepHIMHAX HMeEET
k KOMITOHEHT CBA3HOCTH, TO B HEM XOTs 661 n — k pébep.

5.5. PaccMoTpuM HeopueHTHpoBaHHbiH rpad G = (V, E) ¢ HeoTpuIlaTebHBIMU Be-
caMu Ha pébpax w, = 0. JlonycTuM, MHI yXe HallllIi MUHHUMaJlbHOe MIOKPBIBaloIlee
JepeBo i G, a Takke KpaTyallire IIyTU 10 BCeX BEPIINH U3 HEKOTOPOH BBIJe-
JIEHHOH BepUINHEL s € V.

I[Tyctb Teneph Beca Bcex pébep yBeJMUYNIICh Ha eAUHUITY (TO eCTb HOBBIH Bec
pe6pa e ectb W, =w, + 1).

(2) MoxeT Ji1 U3MEeHUTHCSI MUTHUMAaJIbHOE IIOKPhIBaoInee JiepeBo? (Jokaxure,
YTO HE MOXET, WM IPUBEIUTE IIPUMEP, KOT]a MEHSAETCS. )

(b) Moryt ym n3aMeHUThCA Kparvatimue myTu? (JJOKaXuTe, YTO He MOTYT, WA
[pyBeAyTe [IprMep, Korja MeHsAI TCA.)

5.6. Jlokaxute, 4YTO €CJIM Beca Bcex pébep HeOpHeHTUPOBAHHOro rpada pasmy-
HBI, TO MUHHMaJIbHOE IOKpBIBalollee AepeBo eUHCTBEHHO.

5.7. Kak HaliTH MaKcUMMTbHOe ITOKphIBaoIIee fepeBo rpacda, To eCTh IOKPHIBAIO-
Ilee epeBO MaKCHMaJsbHOTO Beca?

5.8. Tau rpad G = (V, E) c BbIAeJIEHHO! BEPIIMHOMN S, Beca Bcex péGep KOTOPOTro
[I0JIOKUTEJIbHBL 1 pa3/IuHbl. MoxeT i ObITh TakK, YTO AepeBO KpaTJyaluX Iy Teil
13 s 1 MUHMMaJbHOe IOKPhIBawIee aepeBo rpada G He coaepXaT HA OOHOTO 00-
miero pe6pa? (IlpuBeauTte MprMep WM JOKaXUTe HEBO3MOXHOCTB. )

5.9. Jlan HeopueHTHpoBaHHkI rpad G = (V, E), Beca péGep KOTOporo He 06:3a-
TeJIbHO pa3MYHbI. [JI1 KaXA0T0 U3 YTBEPXK IEHUE HIDKE BBISCHUTE, BEPHO JI1 OHO
(mpuBens JOKA3aTesbCTBO WM KOHTPIIPHUMED).

(a) Ecm B G Gosbitie yeM |V | — 1 pebpo u camoe Tskésioe pebpo YHUKAIBHO,
TO 3TO pebpo He MOXeT OBITh YaCThI0 MUHMMAJILHOT'O [TOKPHIBAIOIIETO JiepeBa.

(b) Ecm B G ecTh ILIUKJI C YHUKAJBHBIM CAMBIM TSXKEJBIM peOpOM e, TO e He
MOXET ObITh YaCThI0 MUHMMAJIbHOT'O TOKPHIBAIOIIETO IepeBa.

(c) IycTp e — camoe s€rkoe pedpo G. Torfa e BXOOUT B HEKOTOPOE MUHUMAJTb-
HOe MOKpHIBaloIIee JepeBo.
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(d) Ecm camoe ji€érkoe pe6po G YHUKaJIbHO, TO OHO BXOAWT B JTO60€ MUHU-
MaJIbHO€ MOKPhIBAOIIEE JIEPEBO.

(e) Ecym pebpo e sABJIAETCSA 4aCThI0 HEKOTOPOTI'0 MUHMMAJIbHOT'O TOKPHIBAOIIle-
ro JiepeBa rpada G, Toraa OHO ABJEIETCS CAMBIM JIETKUM pebpoM, IepeceKaro M
HEKOTOPEHII pa3pes.

(f) Ecm B G eCTh I[UKJI C YHUKAJBHBIM CaMbIM JIEFKUM PeOPOM e, TO € BXOAUT
B sto6oe MST.

(g) MepeBo kpaTyalimnx myTeii, KOTOPOe BBIOAET aTOPUTM JIeMKCTPHI, ABJIA-
eTCsl MUHMMAaJIbHBIM ITOKPHIBAIOIIVIM AePEBOM.

(h) Kpartuaiimuii myTh MeXAy AByMs BEPIIMHAMU SBJIAETCA YaCThI0 HEKOTOPO-
ro MUHUMAaJIbHOTO ITOKPEIBAIOIIEro JepeBa.

(i) AsroputMm IlprMa KoppeKTeH Jjake pU Ha/m4uu B rpade pédep oTpura-
TeJIbHOTO Beca.

(j) dma r > 0 onpefe/M r-nyms Kak IMyTh, Bce pé6pa KOTOPOTO UMEIOT Bec
MeHble r. Ecym B G ecTh r-IyTh U3 S B t, TO JTo60e MUHNMAaJbHOE ITOKPHIBAOIIee
JiepeBo rpada G I0JDKHO cofepKath r-IyTh U3 S B t.

5.10. Ilyctes T —MuHMMAaJIbHOE MOKphIBaollee JepeBo rpada G, a H — cBA3HLBIN
noarpad G. Iokaxwure, uto T N H ABJsIeTCA 4aCTbl0 HEKOTOPOTrO0 MUHNUMAJIBHOTO
NOKpHIBawLero gepesa rpada H.

5.11. TIpocnegute paboTy pacCMOTPEHHON HAMU peajM3al[id CUCTEMBI Helle-
pecekaroIuxcsa MHOXeCTB, HaunHas ¢ {1}, ..., {8}, mm omeparuit UNION(1, 2),
UNION(3, 4), UN1oN(5, 6), UNION(7, 8), UNION(1, 4), UNION(6, 7), UNION(4, 5),
FIND(1). Hcnomb3yiite cxaTue myteil. [Ipy 06beAMHEHN MHOXECTB C PABHBIMHU
paHraMu IpejcTaBUTesiell MOABENINBaliTe BEPLUIMHY C MEHbIINM HOMEPOM K Bep-
muHe ¢ 60JbITMM HOMEPOM.

5.12. TIycTh B peasM3alivi CUCTEMbI HElEPECEKA IIUXCsI MHOXKECTB HCIOJb3yeTCs
3BPUCTHKA O00bEMHEHUA 110 PaHTy, HO HE KCIOJb3YeTCA 3BPUCTUKA CKATHSA IIy-
tefi. [IprBeUTE MOC/IEI0BATEFHOCT U3 M ornepanuil UNION u FIND Ha | MHOXe-
CTBOM U3 N 3JIEMEHTOB, KOTOpast noTpebyet Bpemenu (2(m log n).

5.13. PaceMoTpuM CTpOKY Haj anihaBUTOM U3 YeTBIPEX cUMBOJIOB A, C, G, T ¢ 4a-
crotamu 31%, 20%, 9% u 40% cooTBeTcTBeHHO. Kakum OyneT ko XadpdbmaHa myia
3TOH CTPOKU?

5.14. [IycTh 4acTOTHI BXOX JEHUs CUMBOJIOB 4, b, ¢, d, e B cTpOKy paBHbI 1/2, 1/4,
1/8,1/16,1/16 cooTBETCTBEHHO.
(a) Kakuwm 6yzmet kon Xadpdpmana?

(b) Ec/m mcnosb30BaTh JAHHBIN KO T CKaTUA cTpoku JymHB 1 000 000 c
yKa3aHHBIMU BBIIIIE YACTOTAMU BXOXIEHUA MATH CUMBOJIOB, KaKOBa OyeT A/IHA
3aKO/IMPOBAHHON CTPOKHU (B 6uTax)?

5.15. Moxet m koA XabdmaHa i1 TpPEXOYKBEHHOTO asipaBUTa OKA3aThCA TAKUM
(1A KaKUX-TO YacToT):

(a) {0, 10, 11};
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(b) {0, 1, 00};
(c) {10, 01, 00}?
5.16. [lokaxuTe crefyroliie qBa yTBepxXxAeHus o kogax Xabdmana.

(a) Ecy wacToTa OZJHOT'O M3 CUMBOJIOB ITPEBOCXOMUT 2/5, TO 06A3aTesIbHO Hall-
NETcs CUMBOJI, KO KOTOPOTo OYIET COCTOATh U3 OAHOTO OUTa.

(b) Ecym 4acTOTHI BCEX CUMBOJIOB MeHbIe 1/3, TO KOIpbl BCEX CIMBOJIOB Oy/IyT
JUIMHHEe Of[HOI'o OuTa.

5.17. KakoBa MakcuMaJsibHaA JyTHA KOAOBOTO CJIOBa B kofAe XadpdMmaHa A/ n CUM-
BoJioB? [IpuBeuTE IpHMeEp YaCTOT, IPU KOTOPBIX AOCTUTAeTCs TaKas JJIiHA.

5.18. B Tabsmiile HUXe NMpUBeJIeHbl YaCcTOTHl OYKB JIATUHCKOrO aspasura (1 mpo-
6esia) B HEKOTOPOM TEKCTe.

npoben 17,3% r 4,8% y L6%
e 10,2% d 35% p 16%
t 7,7% 1 3,4% b 13%
a 6,8% c  2,6% v 0,9%
o 5,9% u  2,4% k 0,6%
i 5,8% m 2,1% i 0,2%
n 5,5% w  1L9% x 0,2%
S 5,1% f 18% q 0,1%
h 4,9% g L7% z 0,1%

(a) Moctporite koa Xadbhdmana aJi JaHHOTO ajihaBUTA U YACTOT.

(b) Cxosbko 6GUTOB B cpefHEM TpPeOyeT 3TOT KO B pacyéTe Ha OYKBY (B 3TOM
TeKcre)?

(c) Hatimute sHTponuio (cM. Bpe3ky Ha c. 144)

26
1
H= Z pilog, b
i=0 !

Bosbile i MeHbIIle 3TO YUCJIO, YeM CpefHss JJIMHA, BBIUKUCIeHHas B MpeIbly-
1[eM IIyHKTe?

(d) Kak BBl nymaeTe, HacKOJbKO Ko XadhdmaHa 6JM30K K ONTUMAJIBHOMY [T
AHTJIMICKUX TeKCTOoB? Kakuie cBOVICTBA aHITMICKOTO A3BIKA, IOMUMO 4acTOT OYKB,
MOXHO OB1JI0 OBI HCIIOJIb30BATh IS CXKATHA?

5.19. SHmponua. O603HaYMUM 4Yepes p, ..., P, BEPOATHOCTHU N UCXOHOB CJIy4aliHO-
r'o dKCIIepUMeHTa.

(a) B aToM nyHKTe 6yAeM CUUTaTh, UTO BCE p; ABJHIOTCA OTPULIaTeIbHBIMU CTe-
nmeHAMHU ABOMKHU (Buma 1/ Zk). PaccMoTpuM BBEIOOPKY M3 m MCXOHOB U3 HAIIero
pacripefiesieH1s1, B KOTOPOU KMCXOJ I BCTpedaeTcsA pOBHO mp; pas. Jlokaxure, 4TO
Ipu KoaupoBanuu MetofoM XaddmaHa JaHHOHN NOC/eJ0BATeIbHOCTY NOJyYNUTCA

CTpOKa JUIHBI
Y 1

Z mp; log, —.
i=1 Pi



152 Inasa 5. XKaodHvle areopummbl

(b) PaccMoTpuM Temepb POU3BOJIbHOE pacipe/iesieHrie (BepoATHOCTU He 065-
3aTeJIbHO SIBJHIOTCS OOPATHBIMU CTEleHsAMHU IBOHMKN). DHTPONIUA

n
1
Z p;i log, P;
i=1 '

JacTO pacCMaTpPUBAETCA KaK KOU4ecmaeo uHpopmayuu B NCX0o/ie SKCIIepUMEHTA C
TaKUM pacrnpefejeHreM. i1 Kakux pacrnpefeseHui (Mpyu JAaHHOM 1) SHTPOMUA
OyZeT MakcuMaJibHON? A MUHUMAaJbHOMI?

5.20. TlocTpofiTe ayropyUTM, KOTOPHIM IOJIydyaeT Ha BXOJ JIePeBO U 3a JIMHeH-
HOe BpeMs OmpefesisieT, eCTh JM B HEM cogepuleHHoe napocouemarue (perfect
matching), To ecTb MHOXeCTBO pEGep, KOTOPhie MOKPHIBAIOT KAXIYI0 BEPLIMHY
POBHO IO OTHOMY Pas3y.

5.21. [TocTtpotite 3¢ HeKTUBHBIN aJTOPUTM I CJIeAyIoLel 3aayuu.

Bx00: meopuenTtupoBaHHbiil rpad G = (V, E) ¢ MOJIOXUTEHHHIMU Beca-
MU W, Ha pébpax.

Bb1x00: MHOXeCTBO péGep ¢ MUHINMAaJIbHBIM CyMMAapHBIM BeCOM, yAaJieHHe
KOTOPBIX JleJiaeT rpad auKIMIecKuM.

5.22. B jgaHHOM yIIpakHEeHNUU MBI IOCTPOMM eIll€ OVH aJTOPUTM IJI1 MOCTPOEHUA
MHHUMAJIbHBIX TTOKPBIBAIOIINX JIepEBbEB, OCHOBAHHBII Ha CJIelyIolIell uee.

PaccMoTpuM IIUKJI B rpade, U MyCcTh e — caMoe TsKéEsioe peGpo 3Toro rpa-
¢da. Torma HarigéTca MST, He conepxaiiee e.

(a) JoxaxuTe 3TO CBOMCTBO.

(b) Hokaxwure, YTO MOXHO MCKaTh MUHHUMAJbHOE TIOKPHIBAIOIEE JAEPEBO IS
HeopueHTrpoBaHHOTo rpad G = (V, E) c Becamu Ha pébpax {w,} cieqyoumm 06-
pasom:

yIopanodnThk pébpa mo Becy
s Bcex peébep e € E B mopsAzKe yMEHBIIGHWS Beca W,:
eCnu e BXOAWT B HEKOTOpsi Iwki rpapa G (Texymero):
G «— G — e {ymanenue pebpa e uz G}
BepHyTh G

(c) Ha xaxpmoil uTepaluy JaHHBIU aJTOPUTM OOJDKEH NMPOBEPUThH, €CTh JI
B rpade OMKJ, cofepXamuil 3ajaHHoe pebpo e. Kak chenath 3TO 3a JMHEHHOoe
BpeMA?

(d) KakoBo Bpemst paGOThI MOJIyYEHHOTO aJropuTMa Kak GyHKIus ot |E|?

5.23. lau rpad G = (V, E) ¢ MOJIOKUTEIbHBIMI BecaMy Ha péGpax v ero MUHU-
MaJibHOe nokpriBawmee nepeso T = (V, E') (6ynem cumrtath, yTo G 1 T 3aaHbI
CIIMCKaMH CMEXHOCTH). M3MeHHM Teleph Bec Kakoro-to pebpa e € E ¢ w(e) Ha
w(e). TIoCKOJIbKY M3MEHIJICS BEC BCETO OHOr0 peGpa, Mbl XOTUM GBICTPO IEpe-
CTPOUTh UMeEIOIeecs IepeBO, a He CTPOUTD ero ¢ HyJid. IlokaxuTe, Kak cliejlaTh
3TO 3a JIMHEWHOe BpeMsi, B KaXXI0M U3 YETHIPEX PUBEEHHBIX HIKE CJIyYaeB.

(a) e€E nw(e)>w(e).
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(b) e E' mw(e) <w(e).
() ecE nw(e)<w(e).
(d) ecE nuw(e)>w(e).

5.24. B 5TOM yIlpa’kHeHHMU MBI UllleM IMOKpHIBallee AepeBo HeOOJbIIoro Beca ¢
JIOTIOJHUTEJIbHBIMY CBONCTBAMMU.

Bx00: HeopueHTHpoBaHHHI rpad G = (V, E), Beca pébep w,, MOJMHOXKe-
cTBO BepminH U C V.

Bbixod: camoé j€rkoe HoOKphIBaiollee JepeBo, B KOTOPOM BCe BepIIMHBI
MHOXecTBa U ABJHIOTCS JMCTbAMU (MOT'YT OBITh U APYTUE JICThSA).

(UckomMoe iepeBO MOXeT He GbITh MUHUMAJbHBIM TIOKPHIBAO UM JEPEBOM.)

[MocTpoiite aroputM co BpeMmeHeM pabotsl O(|E|log |V|) mist aToft 3apaum.
(ITopckaska: 4TO OCTAHETCs, €CJI BRIKUHYTh M3 ONTHUMAaJbHOIO PELIeHs BepIu-
HBI MHOXecTBa U?)

5.25. JIBOMYHBINI CUETYNK HeOrpaHUUeHHON JIMHBI (pea30BaHHbIN KaKk MacCcuB
O6uTOB) MMOAEPXXUBaeT ABe oneparuu: INCREMENT (yBe/mueHHe CUETUYMKA HA eJIu-
HUITy) ¥ RESET (cOpoc B HOb). JIoKakuTe, YTO CyMMapHOe BpeMs paboThl J10 601
IocjeJloBaTeJIbHOCTU 13 n oneparuii INCREMENT 1 RESET, IprMeHEHHBIX K N3Ha-
YaJIbHO HyJIEBOMY CUETYMKY, ecTb O(n). JpyruMu cJIOBaMu, aMOPTU3UPOBAHHOE
BpeMs paboThl 0[jHOI oneparuu ecTb O(1).

5.26. IIpu aBTOMaTHM4Ye€CKOM aHa/IM3e NporpaMM BO3HUKaeT Takas 3agada. A
3aJJaHHOTO MHOXeCTBa IepeMeHHBIX X1, ..., X, UIMeeTcA Habop orpaHu4YeHu-pa-
BEHCTB BUJIA «X; = X;» 1 OTPAHMYEHUI-HEPABEHCTB BUJIA «X; 7 X;». HyxHO ompe-
J1eJIUTh, MOXHO JIM BBHIIIOJHUTH UX Bce (CumTas, YTO NOCTYIHBI KaK MUHHUMYM
n pa3yMYHbIX 3HaUeHUH JI1 5TUX IlepeMeHHbIX). Hanpumep, cucrema us orpaHu-
YeHUu!

X=Xy, Xp=X3, X3=Xg X1FX4

HecoBMecTHa. [locTpoiite 3¢ ¢deKTUBHBIN aJTOPUTM, KOTOPBIM MPOBEPSIET COB-
MeCTHOCTb 3aJJAHHOM CHCTEMBI U3 M OIPAaHUYEHUIT OT N IepeMeHHBIX.

5.27. Ipagwl c 3a0aHHBLMU CMeneHAMU GepUlUH. JJaHA MTOCJIeI0BATETbHOCTD N MOJIO-
XUTEJIbHBIX IeJIbIX ynces dq, d,, ..., d,,. MBI X0TUM HayuuThcsa 3PHeKTUBHO Ipo-
BEPATH, CYIIECTBYeT JM HeopueHTUpoBaHHBIH rpad G = (V, E) ¢ TOYHO TaKUMU
creneHsAMH BepiminH. Hac nHTepecytoT rpadsl 6e3 nertesib (pébep 13 BepIINHEL B
ce0s1) 1 KpaTHBIX pébep.

(a) YkaxuTe nocjaefoBaTebHOCTD d;, dy, ds, d4, 1A KOTOPOH d; < 3 1IpH Beex i
u d, +d, + d; + d, 9étHO, HO MoyXoAAIEero rpada He CyIecTBYeT.

(b) Ilyctb dy = d, = ... = d,, u cymecTByeT rpad c BeplIMHAMHU V1, ..., V,,, ©Me-
IOLVMMHU CTeNeHU BepyH dy, ..., d,,. MBI XOTUM J0Ka3aTh, YTO MOXHO IIpeobpaso-
BaTh rpad B APYTOI C TEMU K€ BEPIIMHAMU U CTENEHAMU, B KOTOPOM COCEIMU V;
ABJFIIOTCA Vy, V3, ---; Vg, 41- DTO MOXHO JIEJIATh TIOCTETNEHHO.

* IlycTte cocemu y v, apyrue. [lokaxuTe, 4To HAUAyTeA i < j <n u u €V, A KO-

TOprX {le Vi}; {u5 V]} ¢E u {V17 vj}; {u: Vi} €E.
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+ Tokaxwure, Kak mpeobpaszoath G B G' = (V, E’) ¢ TeMu x)e CTeleHAMH, Ie

(v, v,)EE.

+ HaxkoHel, nokaxure, 4To HalféTca rpad ¢ TeMu Xe CTeleHAMU, B KOTOPOM

COCe/IMU BEPIIMHBI V; OYAYT BEPUIMHBL Vy, V3, ..., Vg, 41-

(¢) Ucnomb3ys TOJBKO YTO JIoKa3aHHOe yTBepxJeHNe, IIOCTPOITe ajlropUTM,
KOTOPHII IO MOCJIEA0BATEBHOCTY TOJIOXKUTEBHBIX IeJBIX ducen dy, ..., d, (He
00s3aTeIbHO YIIOPSIOYEHHOI) OIpeJiesifieT, CyIlecTByeT Ji I'pad ¢ TakKUMU cTe-
IIeHsAMHU BepUINH. BpeMs paboTh ayropUT™Ma JJODKHO OBITh [TOJITHOMUAJILHBIM 110

n
num=Y.d,.
i=1
5.28. Aymica pemaert, KOTro U3 CBOUX n Apy3eli 103BaTh Ha BeuepuHKy. Eif xouercs,
4yTOOBI Ha BeueprHKe [ KaXXJOoT0 yYyacTHHKA HalIMCh OBl KaK MUHUMYM IATEPO
JIPYTUX YYaCTHUKOB, C KOTOPBIMU OH 3HAKOM, a TaKXXe MATePO APYTUX YIACTHUKOB,
C KOTOPBIMU OH He 3HaKOM.

[Mpunymaiite 3pPeKTUBHBIN aJTOPUTM, KOTOPHIM MOJIyYaeT Ha BXOJ CIIMICOK
BCeX Iap 3HaKOMBIX MexXAy coOOol Apy3el U ollpefiesiieT MaKCUMaJlbHO BO3MOX-
HOe KOJIMYecTBO Apy3eli, KoTopoe Ajmica MOXeT [103BaTh Ha BeYEPUHKY.

5.29. BecnpegukcHvim kodom (prefix-free encoding) aya andasura I' Ha3siBaeTcs
Habop KOMOBBIX ABOMYHBIX CJIOB (JJIs1 BCEX DJIeMEHTOB '), B KOTOPOM HU OJIHO U3
KOJIOBHIX CJIOB He siBJIsieTcs npedukcoM (HayasioM) APYToro.

[MokaxwuTe, YTO 1A JyIMH KOJOBHIX CJIOB K1, ..., k,, BBIIIOJHAETCS HEPABEHCTBO
27k 4 . 4+27% < 1. (Tloxckaska: KOZOBBIE CJIOBA MOXHO Pa3MecTUTh B IBOUYHOM
JlepeBe U MIOCMOTPETh Ha pa3Mephl MOIEPEBLEB. )

5.30. Tpouunwtii k00 Xagpgpmarna. Kommanus «TpouyHsle AUCKU» paspaborasia
XKECTKHe IMCKHU, XpaHAllle JaHHble B TPOMYHOI crcTeMe cuucjeHus. Kaxnas
syeika ucka MoxeT XxpaHuTh unciio 0, 1 mwm 2. [Tomorute KOMIIAaHUU MTPUCIIO-
cobuts MeTo XadpdmaHa k e€ HOBOH TexHosorud. VIMeHHO, arOpUTM [OJDKEH
II0 n YacToraM fi, ..., f, IOCTPOUTh OecrnpedUKCHEINI KO U3 CJIOB B asbaBuTe
{0, 1, 2}, oGecneunBaromuii MakCUMaIbHOE CKATHE UCXOAHOTO TEKCTA.

5.31. [IpeAnosioxuM, 4TO IJ1 MOCJIeA0OBATEIbHOCTH CUMBOJIOB HaM JIAHBI HE TOJIb-
KO 4acTOTHI f; (1A KaXJOro CUMBOJIA 1), HO M UX «CTOUMOCTH» C;, TaK YTO 00I1as
CTOMMOCTb KOAMPOBAHUSA, €CJI i-i1 CUMBOJI KOOUPYETCSA OUTOBOM CTPOKOM IJIM-

Hb [, paBHa Y. f; - ¢; - L;.

1
Momduiiupytite asroputM Xadbdmana ajid morcka 6ecrnpedprKCHOro Koia Mu-
HUMaJIbHON! CTOMMOCTH.

5.32. K cepBepy npuxofsaT OAHOBPeMEHHO n KJMeHTOB. [/ KJMeHTa i U3BeCTHO
BpeMs ero o0CJIyXuBaHuUA t;. BpeMsa oxugaHuaA KJMeHTa olnpejeseTca Kak CyM-
Ma BpeMeHU OOCJIy)KMBaHUA BCeX NMpefplAyliNX KJIMEeHTOB U BpeMeHU OOCIIyXU-

BaHUsA ero camoro. K npumepy, ecim cepBep 00CyXKUBAET KJIMEHTOB B MOPSIKE
i
HOMEPOB, TO BpeMsl OKUAAHUs KJIMEeHTa i OyAeT paBHO 21 t;. [loctpoiite sddek-
i=
TUBHBIN aJITOPUTM, HAXOOAL[UI MIOCTIeI0BAaTeIbHOCTh OOCIIY)KMBAHUSA KJIEHTOB C
MHWHUMAaJIbHBIM CYMMapHBIM BpeMeHeM OXUIaHUS KJIMEHTOB.
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5.33. Ilokaxure, 4TO B aJTOPUTME IIPOBEPKU BHIIOJHUMOCTU hopMyJ1 XopHa (pas-
eyt 5.3) BpemMs paboThl MOXHO CJIeJIaTh JIMHEWHBIM OT JJIMHBI BXOJHON (POPMYJIBI.
(IToxackaska: UCMOJb3yUTe OpUeHTUPOBAHHAIN Ipad [y UMILJIMKAI[UE, B KOTOPOM
BepLIMHAMU OYyAyT epeMeHHEIE. )

5.34. Jlokaxxute, 4yTO AJ11 JEOOOTO n, ABJIAIIIEr0CsA CTelleHbI0 ABOMKU, HANAETCA
TaKOM BXO/T 337]a4¥ O MOKPBITUM MHOXecTBaMu (paszfiest 5.4), 1 KOTOporo

(i) 6a30BOE MHOXECTBO COCTOUT M3 N dJIEMEHTOB;
(ii) onTMabPHOE NOKPHITHE COCTOUT BCEro U3 ABYX MHOXECTB;
(iii) »amHBINA aTOPUTM JAET log N MHOXECTB.

Takum o6pasom, oreHky O(log n) s kagHOro aJrOpUTMa HeJb3A YJIydIInTh.

5.35. Hokaxwurte, 4To rpad c n BepmuHamu (Bce pédpa OoJHOrO Beca) NUMeeT He
6osee n(n — 1) pasMYHBIX MUHUMAJIbHBIX Pa3pe30B.



I'maca 6
IuHaMHUYecKoe nMporpaMMMupoOBaHUeE

Msbi pazo6pasm HECKOJIbKO MPUEMOB IOCTPOEHUA OBICTPHIX aJTOPUTMOB («pasze-
JIAN ¥ BJIACTBYI», 06x0[ rpadoB, kaJHble aropyuTMbl). Ecim ux ynaérca npume-
HUTH, €CTh IIIAHCHI HA TTPOCTOM U OBICTPHIN ayropuTtM. Ho Tak GbhIBaeT He BCer/a,
U B [IBYX CJIEJIYIOIIUX IJIABaX MbI IEPEXO/IUM K «TSKEJION apTUIUIEPUN» — TUHAMMU-
YECKOMY M JIMHEHHOMY MPOTPaMMUPOBAHUIO. XOTS OHU OOBIYHO JAIOT HE TaKUe
OBICTpBIE AJTOPUTMBI, 3aTO MPUMEHUMBI B CUTYaLUsAX, Ile paHee pa3oOpaHHbIE
MOIXOpI He paboTaroT.

6.1. Emé pa3 o kpaTyallliuX NyTAX B OPUEHTHPOBAHHBIX
anuKJMYeckux rpadax

B koHIle riaBbl 4 MBI pacCMOTpPEeJIM IIPOCTOM aJTOPUTM Hax0oXAeHUA KpaTyalimx
IIyTell B OPUEHTUPOBAHHBIX al[UKJIMYECKUX rpadax. BepHéMcs K HeMy, TOCKOJIBKY
Ha ero mpuMepe XOpoIIo BUHA Hies JUHAMHUYeCKOro IIpOorpaMMUpPOBaHUA.

Kak MBI TOMHUM, BEpIINHBE OPUEHTHPOBAHHOIO aIlMKJIMYecKoro rpada mo-
T'yT OBITh TOIIOJIOTUYECKU YIIOPSAJAOYEHEl, TO eCTh PACIIOJIOKeHBl Ha IPsMOH Tak,
4yTO BCce pé6pa rpada OyayT uaru cjeBa Hanpaso (puc. 6.1). Uro sto maér? Jomy-

Puc. 6.1 OpueHTupoBaHHBIH Irpad 6e3 IIUKJIOB U ero JMHeapu3alus.

CTHM, YTO MBI XOTMM HaWTU KpaTdyaumue MyTyd OT BEPIINHAL S 10 BCEX OCTaJIbHBIX
BepmuH. CKakeM, B BeplIMHy D MBI MOXeM A00paThCs TOJBKO Yepe3 BepLINHEI
B um C, nostomy

dist[D] =min{dist[B] + 1, dist[C] + 3}.

AHasoruyHble COOTHOIIEHNA MOXHO 3anucaTh Jiji1 Bcex BepiuivH rpada. Ecymi BH-
YHMCJIATh 3HAYeHUs dist I BepIINH B MOPSIKE X TOMOJIOTHMYECKOM COPTUPOBKH
(crieBa HampaBo Ha puc. 6.1), To npu 00pabOTKe BEPUIUHBI V BCE, YTO HYXHO VI
BbIUMCJIeHuA dist[Vv], yxe usBectHo. Takum o6pa3oM, Bech MaccuB dist MOXHO
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3aIO0JIHUTDh 3a OJWH IIPOXO/ 10 BCEM BepIIMHaM:

mpucsouTs BceM dist[-] smavemme 00

dist[s] <0

ona veV \ {s} B nopsamke Tomomormuecko# COpPTUPOBKU
dist[v] « min{dist[u] + I(u, v): (u, v) €E}

Kak BMIHO, aJTOPUTM paccMaTpuBaeT nodzadauu {dist[u] : u € V} «oT mpo-
CTOTO K CJIOXKHOMY»: KOrJja PUXOIUT IIOpa pelaTh KaKyo-To Nozafgady, AJiA 3To-
ro BCE rOoTOBO, T€ 3a/]aYy, OT KOTOPHIX OHA 3aBUCUT, YXXe pellleHbl. B paccMoTpes-
HOM HaM¥ IpuMepe Mbl Opai MUHUMYM CyMM, BBIYMCJIEHHBIX AJIA KaXJOro U3
NpeecTBeHHUKOB, HO Mbl MOTJIM ObI OpaTh U MakcUMyM, YTO Aajio Obl HAM Mak-
CuUM@TbHble nymu. Yl ke BMeCTO CyMMBI MBI MOIJIM OBl BEIUMCJIATH IPOM3BeLe-
HMe, U TOr/ja Halm Obl IyTh ¢ MMHUMAaJIbHBIM IPOU3BeleHNeM JUIMH pebep.

B 3TOM M coCTOUT MeTOA AMHAMMYECKOTO MPOrpaMMHUPOBAHUA: UCXOAHAA 3a-
Jaya BKJIOYaeTCsA B CeMEMCTBO «Ioj3ajady» pa3HOro pasMepa, U OHU pellanT-
cA OfiHA 3a ApPYroil B NMpaBUJILHOM MOpsaKe. UTO 3HAUUT «IpaBUJIbHBIN»? CUuTa-
eM Io/3aJilau¥l BepIrHaMU BOOOpakaeMoro OprUeHTHPOBAHHOIO alKJIUYeCKOro
rpada (pebpo 13 A B B o3HavaeT, yTo AJI1 pellleHNA B HaJl0 cHavyasa pemuTsb A);
TOrJja MOPAJIOK pellleHNs Moj3ajiayd JI0JoKeH ObITh JIHeapu3aliieli aToro rpada.

6.2. Hau6oJsmpmas Bo3pacraonias moAmnocje 0BaTeJbHOCTh

B 3amaue o Haubomuwell go3pacmarouyeli nodnocredosamesmwHocmu (longest in-
creasing subsequence) Ha BX0J TaETCsA MOCJIEI0BATEbHOCT YUCENT dy, ..., d,. [101-
T0C/IE[I0BATENBHOCTD 4; , A; , ..., 4;, (e 1 < i) <iy <... <} <n) Ha3BIBAETCs BO3-
pacramliei, eci KaxJoe YKCJIo B HEH cTporo GoJbile mpeaplayiiero. 3agada
COCTOUT B TOM, YTOOBI HAUTH CaMyI0 JJIMHHYI0 TaKyl0 MOANOC/eA0BaTEHHOCTb.
Hanpuwmep, a1 nocyiejoBaTesIbHOCTU 5, 2, 8, 6, 3, 6,9, 7 otBeTOM OyAeT 2, 3, 6, 9:

5 2 8 6 3 6 9 7

\_/VV

Ha pucynke cocenHue 3JieMeHTH ONTUMAJIHOH MOAOCTIe0BATEHHOCTH CO-
eauHeHBl péopamu. IIpoBeaém péGpa Ui BceX 3JIeMEeHTOB, KOTOPBIe MOZym Oblmb
coceIMU B BO3pacTalolileil IOANOocyeIoBaTeJlbHOCTU: pebpo U3 i B j O3HAyaerT,
yTo i< ju q; < a; (puc. 6.2).

Puc. 6.2. AfuK/IMYecknii OpueHTHPOBAHHBIN Irpad) BO3MOXHOIO COCEACTBA.
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[MonyuuTtes auuk/mveckuil rpad, B KOTOPOM BO3pacTawlue MOANOCeoBa-
TEeJILHOCTU COOTBETCTBYIOT IYTAM, U HAJ0 HAWTU CaMblll IJIMHHBIN MyTh B rpade.
Kak MBI FOBOPIJIM, 3TO MOXHO CeJIaTh TaK:

s j or 1 mo n
L[j] <14+ max{L[i]: (i, j) €E}
BepeyTbs max L[j]
j

3pmecs L[j] —wmakcumasbHas U3 [UIMH MyTel, 3aKaHYMBAIIUXCA B j, U, CO-
OTBETCTBEHHO, U3 JUIMH BO3PACTAIOIINX MOANOCIIEeOBATEJIFHOCTEH C HOCIIeJHUM
4leHOM a; (3[eCh Mbl Ha3blBa€M JUIMHOM IyTH YKCJIO BEPIIKH, a He PEGep, 4To
Ha 1 6osmbiie o6p1uHOrO). [TocnenHee pe6po MyTH AODKHO BECTH B j U3 KaKOH-TO
JIPyToi BepiiuHbl, u L[j] —3T0 MakcMMyM U3 3Ha4eHUi L[-] B 3TUX BepuIMHAX
mwnoc 1. (Ecym B j He BXOAWUT HU OHOTO pebpa, TO cuMTaeM MaKCUMYM II0 IIyCTOMY
MHOX€ECTBY PaBHBIM HYJI0). Tak Kak mocjie/iHel B ICKOMOH MOAIOC/ieJ0BATEhHO-
CTU MOXeET OBbITh JE00as 13 BEPIINH, TO OKOHYATebHBIN OTBET — 3TO HauboJbIliee
13 Bcex 3HaueHmi L[j].

Kak 310 ykJyiafjpIBaeTcs B OOIIYI0 CXeMy AMHAMUYECKOTO TPOTrpaMMUPOBAHUA?
MBsI BRIZIEJIIM MHOXeCTBO Homagad {L[j]: 1< j < n}, npu aToM ecmb nopaook Ha
noo3adauax u ecmv peKyppeHmHoe COOMHOULEHUe, Gblpadcatoujee peuleHue Jioootl
nodsadauu uepe3 peuteHus npedvldywyux. IIOpsAOOK COOTBETCTBYET POCTY MHJEKCOB,
a COOTHOIIIEHNe TJIACUT, YTO

L[j]=14+max{L[i]: (i, j) € E}.

CKoOJIbKO BpeMeHU TpebyeTcs A1 BeruncyeHus L[ j] Takum cioco6om? BepiiuHel i
MOXHO HaiTH TI0 CIIMCKY CMeXHOCTU obpaméHHoro rpada GR, koTophiii cTpouT-
¢ 3a JmHerHOe BpeMA (ympaxHenue 3.5). Bpems BerurcsieHus L[ j] mpomopiio-
HaJIbHO BXOJAIE!N CTEIIEH! BEPIIUHEI j, IO3TOMY OOIee BpeMsl JIMHENHO 110 |E|
1 He peBocxouT O(n?); Xyamuil ciydaii — Korja Bech MacCUB BO3PACTAIOIIUL.
[Nosy4aeTcst mpOCTOE U AOCTaTOYHO 3(dEKTUBHOE pelieHue.

Hapo emé ckasaTh, Kak HalTH caMy MaKCHMAJIbHYI0 BO3PACTAIOIIYIO MTOIO-
CJilelOBaTeJIbHOCTh, a He eé JymHy. 11 3Toro (kak u i1 KpaTyailiux myTei B
ryiaBe 4), Boruncssis L[ j], 6ynem B prev[j] 3amuchiBaTh TO i, HA KOTOPOM JIOCTHTa-
ercs MakcuMmyM. Cama onTHMaJsbHAas [MOMIOC/eNOBaTEbHOCTD JIETKO BOCCTAHAB-
JIMBAETCA 10 TAaKUM OOPATHBIM CChLIIKAM.

6.3. PaccrosiHMe peJjaKTUPOBaHUA

YacTo TEKCTOBBIM pefaKTop, II0A03peBasd onevaTky, npeajaraeT 3aMeHUTh Halu-
caHHOe €JI0BO Ha Oim3koe. UTo 3HAUUT «OJm3Koe»? PaccTosHre MexAy CJI0BaMU
MOXHO OII€HUTh, 3allCaB UX OJHO HAJl IPYTMIM U JOOMBAsSCH COBNAJIEHUA B Ka-
KHUX-TO 0o3UNMsAX (kak Ha pucyHke i cjioB SNOWY u SUNNY).

S - N O W 'Y - § N O W -
S U NN - Y S U N - - N
CTOMMOCTbD: 3 CTOHMMOCTL: 5

Y
Y
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Tupe obo3HavaeT npobes1 u MoXeT OBITh JoOaBjieHO B MoOble MecTa. Cmou-
MOCMb10 BBIpaBHUBAHYA Ha3bIBAeTCs KOJMYECTBO CTOJIOLOB, B KOTOPBIX CHMBOJIBI
pas3ymyanTCA, a paccmosatuem pedakmupogdarus (edit distance) mex 1y JByms cJio-
BaMU — CTOMMOCTb MX HaWJIyYIIero BO3MOXHOTO BeIpaBHUBaHuA. (Ilouemy B Ha-
eM npuMepe 3HaueHre 3 MUHUMAaJIbHO?)

Pexypcus He Bceraa xopoina

B 3aiaue 0 MaKCHMaJIbHOM BO3paCTAIEl TOANOCIIEJOBATEIFHOCTH Y HAC €CTh
pexyppeHTHas dopmyia A L[j]. [Toyemy Obl MpsAMO U3 HEE HE CHEJATH pe-
KYPCHBHYIO IIporpaMmy? Jlejio B TOM, YTO BpeMs paboThl OyAeT SKCIIOHEHIIH-
ampHBIM. [TycTh rpad comepxut pebpa (i, j) [ Bcex i < j, TO eCTh IOCJIeI0Ba-
TeJBbHOCTD d;, dy, ..., 4, BO3pacTaeT. B sToM ciyuae

L[j]=1+max{L[1], L[2], ..., L[j — 1]}.

Ha pucyHKe BUIHO, KaK IPY BRIYKCJIEHUH L [5] MBI CHOBa 1 CHOBA pelllaeM OHH!
U Te Xe No[3aaauu, Tepsisd BpeMsl.

L[5]
// |
L[1] L[2] L[3] L[4]
AN AN
L[1] L[1] L[2] L[1] L[2] L[3]
| VA
L[1] L[] L[1] L[2]
L[1]

Jta L[n] 4ucsio BepUIvH B iepeBe PEKYPCUY OyIET SKCIOHEHINAIbHBIM (KaK
OLIEHUTD 3TO YMCJIO?), U PEKYPCUS HAZOJITO 3apOETCA B 3TOM JepeBe.

[NoueMy ke PeKypCHUBHBIE aJTOPUTMBI GBIJIA XOPOIIX [T METOA «Pa3Jesiiit
1 BJIACTBYI»? TaM 3ajjaya CBOAMJIACH K IT0/[3a/jauaM, pasMephl KOTOPhIX ObLII @
pa3zsl Menble. (K npuMepy, aJTOPUTM COPTUPOBKU CJHSHUEM pa3buBaj Mac-
CHB Ha [iBa BIBOe MeHbIINX.) [103TOMy AEpPeBO peKypcry MMeJIO Jiorapudmu-
YeCKyIo TJIyGHHY U MOJIMHOMHUAJBHBINA pasmep.

A ceituac 3a/jaua CBOUTCA K [MO/3aJauaM, KOTOPHIE JIUIITh HEMHOTO MEeHbIIIEe:
L[j] moxert 3aBuceth oT L[j — 1]. JlepeBO peKypcuu MpHU 3TOM, KakK MpaBU-
JI0, UMEET MOJMHOMHUAJIbHYIO [JIyOWHY U 9KCIIOHEHIUAbHbIN pa3mep. OHAKO
Da3/IuHbLX TIOA3a7a4 B JIepEBE HE TaK U MHOTO, IOCKOJIbKY OHU MOBTOPSIOT-
cs1. MoxxHO GBICTPO HAMTU pellleHye 1A BCeX I0/A3aiay, PELINB BCE Pa3/IYHbIE
Mof[3aZilayy B pa3yMHOM MHOpsKe (1 3alOMUHAas UX OTBETHI).



160 I'naga 6. JluHamuyeckoe npocpammuposaHue

HasBaHue «paccTosiHUe peJakTUPOBAHUs» 0OBSACHAETCA TEM, UTO 3TO PACCTOS-
HUe MOXHO OIlpele/IUTh KaK MIUHIMAJIbHOE YHCJIO pedaKkmop cKuX npagok, TO eCTh
BCTaBOK, yJjaJleHU! U 3aMeH CHMBOJIOB, HEOOXOJMMBIX AJIA IIpeoOpa3oBaHus nep-
BOI CTPOKU BO BTOpyI0. Hanpumep, BEIpaBHUBaHUE, I0Ka3aHHOE CJieBa Ha pUCYH-
Ke, COOTBETCTBYeT TpEM InpaBkaM: BcTaBuUTh U, 3ameHuTh O Ha N u ymamrth W.
AnasornyHoe paccyxeHue NoKasbBaeT, YTO HeoOX0uMOoe YK CJIo IPaBoK He IIpe-
BOCXOJUT PacCTOAHUSA peJaKTUPOBAHNA; C APYroil CTOPOHBI, KaXkaas NpaBKa yBe-
JMYMBaeT pacCcTosSHNE peJaKTHPOBaHUsA He OoJlee 4eM Ha 1, Tak 4TO OHO He O0Jb-
11e yucJa npasok. OmpejiesieHre Yepes YMcJIo IPaBoK XOPOILOo TeEM, YTO IIPH 3TOM
OYeBUHO HEPAGEHCME0 MmpeyeosbHUKA: paccTosHue A—C He OoJblle CyMMBI pac-
crossHul A-B 1 B—C. C BEIpaBHHMBaHMEM 3TO CBOVICTBO He TaK 0YEBUHO.

Kak HaiiTy onTrMasibHOe BeIpaBHUBaHUe? [lepebGuparh Bce BApUAHTHI JI0JITO,
HO MOXHO BOCITI0JIb30BaThCA AMHAMUYECKHUM IIPOrpaMMUPOBaHUEM.

IIporpamMmMmupoBaHue?

CJI0BO «IIpOrpaMMUpOBaHKe» B Ha3BaHUM OUHAMUYECKOe NPOZpamMMUpOBaHuLe
(kak U B «JIMHETHOM IIPOI'PaMMUPOBAHNN», 0 KOTOPOM CJIeyIoIias rjlaBa) numMe-
JIO He TOT CMBICJI, UTO ceiyac: koraa Pruapa besman npuaymast 3TOT TEpMUH,
COCTaBJIEHUE TPOrpaMM He OBLJI0 MacCOBOU mpodeccrell 1 Ha3BaHUsA JJIA 3TOU
npodeccuy He OblJIO. B Te BpeMeHa nporpaMMupoBaHue 03Havajlo «IJIAHUPO-
BaHUe» U Mo «AMHaAMUYeCKHM NIporpaMMHpOBaHKeM» TOHUMAJIOCh ONTUMAJIb-
HOe IIJIAHUPOBaHNe MHOTOCTYIIEHYaThIX IPoLieccoB. BepmuHamuy rpada MoXxHO
CUMTaTh COCTOSHMA Mpoljecca, a péopaMy — BO3MOXHBIE JeHCTBUA, BeAyIue K
CJIelyloIIeMy COCTOSHUIO.

PenieHve ¢ mOMOUIbI0 AUHAMUYECKOT'O mporpaMMHpOBaHUA

Ham Hazo ompene/mTh, YTO MBI CYATAEM IOA3afa4aMH U B KAKOM IOPAAKE X
pemaeM. Mbl XOTMM HaNTH PacCTOSHHE pPeJaKTHPOBaHUA Mexiay x[1...m] u
y[1...n]. BymeMm uckaTh paccTosiHUE PeJaKTUPOBAHUA MeXIy npedukcamu mep-
BOIT cTpokH, x[1...i], u npeguxcamu BTOpOii, y[1...j], 0603HAUUB 3TU PACCTOS-
uus E[i, j] (puc. 6.3). Hama koHeuHas 1eJib — BhiuucyieHue E[m, n].

Puc. 6.3. Tlogzamaua E[7, 5].

[EXPONEN|TIAL

POLYNOMTIATL

YT0oOhI JOCTUYH STOH 1€/, HyXKHO KaK-TO Beipasuth E[i, j] uepes GoJiee mpo-
CThIe To/3aJaui. YTo U3BECTHO O HavJTyuieM BhipaBHuBaHuM x [1...i] u y[1...j]?
flcHo, YTO 11 caMOTO MPaBOro CTOJIOLA eCTh TPYU BapUaHTa:

x[i] — x[i]
- ylJ] ylJjl
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B mepBoM cJIyuae CTOMMOCTD 3TOTO CTOJIOIA PaBHA 1, a OCTABIINECS CTOJIOLBI
MpeCTaBJsI0T cO60M BhipaBHUBaHUe CTPOK x[1...i — 1] u y[1...j], npuuém om-
TUMAaJIbHOE. A 3TO B TOUHOCTH mojzagaya E[i — 1, j], u oHa yxe pemiena. Bo BTo-
POM cJIyyae CTOMMOCTD TOCJIE[HErO CTOJIOIA TaKKe paBHA 1, U OcTaéTca 3aada
E[i, j — 1]. B mocyiemHeM xe cjydae CTOMMOCTh paBHa 1, ecym x[i] # y[j], u 0,
ecm x[i] = y[j], aocraéres samaua E[i — 1, j — 1]. MBI He 3HaeM, Kakol 13 Bapu-
aHTOB peaJIbHO IPOUCXOAUT B ONTUMAJIbHOM BhIPABHUBAHUMY, IIO3TOMY IIPOBEPUM
BCe U BeIOepeM JIyuIlnii:

Eli, jl=min{l +E[i -1, j], 1 + E[i, j — 1], diff(i, j) + E[i — 1, j — 1]},

rae diff(i, j) =0, ecom x[i] = y[j], u 1 B mpoTHBHOM cCJly4ae.

Hanpumep, mwst ciioB EXPONENTIAL u POLYNOMIAL nomzazaua E[4, 3] coot-
BeTcTByeT npedukcam EXPO u POL. IIpaBeiii cTos0eln] X HaWJIydllero BeIpaBHU-
BaHMS MOXET BHIIJIAAETh OAHUM U3 CJIEYIOIIUX CIIOCOGOB:

(0] - (0]
- L L

[oatomy E[4, 3] =min{l + E[3,3],1+E[4, 2], 1+ E[3, 2]}.

Pemenus Beex mojzanau E[i, j] oOpasyioT aBymepHyio Tabmiy (puc. 6.4).
B kakoM mnopsike cjefyeT pewiatbh 3TU nopzagauu? Ilomoiiaét mo6ol mopsaIok,
roe E[i—1, jl, E[i,j—1]u E[i—1, j — 1] o6pabaTsiBatoTcs paHbiie, ueM E[i, j].
Hanpumep, MBI MOXeM 3aloJHATh TaOJMIY [0 CTPOKaM, CBEpPXY BHU3, a BHYTpU
CTPOKHU cJieBa Hanpaso. Ui, Hao60poT, 1o cTrojbaM. B o6oux ciydadx K TOMy
BPEMEHHM, KOTJ[a MBI MOJIOUAEM K BBIYMCIIEHUI0 OYepeHON SYelKu, TpebyeMblie
U1 Heé 3HayeHus OyAyT yXKe U3BeCTHHI.

Puc. 6.4. (a) Tabsmra noj3agay. [ BeiuncyeHys 3HaueHus E[i, j] HeoOXOAMMBI 3HAaYeHUS
E[i—1,j—1], E[i —1, j] u E[i, j — 1]. (b) 3anonsenHas taGmua.

(a) j—1j n (b) POLYNOMIATL
0 1 23456 7 891

E{1 1 2 3456 7 89 10

X2 2 23456 7 89 10

i—1 | P|3 2 33456 7 8910
; Iy O(4 3 23455668 9

N/ 5 4 33445 6 6 8 9

E|6 5 44455 6 6 8 9

N|7 6 555 45 6 6 8 9

m o T|8 7 6 66 55 6 68 9

119 8 777 6 6 6 6 7 8

A|10 9 8 8 8 7 7 7 7 6 7

L|{11 10 9 8 9 8 8 8 8 7 6

OctaéTcsa MOHATH, € Yero HauuHaTh (kKorga dopMysa emié He IIpHUMeHHMA).
B maHHOI 3ajaue HavyaJbHBIMHU 3HaueHUsMH sBjsioTes E[-, 0] u E[O, -] u 3a-
MOJHAITCA OHU OYeBUAHBIM o6pasom: E [0, j] ecTh paccTosHME pefak TUPOBAHUA
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MeX]Iy IIyCTOM CTPOKOM M MEPBBIMU j CUMBOJIAMU U3 Y, TO €CTh j. AHAJIOTUYHO
E[i, 0] =i.
Tenepsb y Hac BCE roTOBO AJIA 3allMICU aJTOPUTMA.

mmg i ot 0 mo m:

E[i,0] «i
mnsa j ot 0 mo n:

E[0,j]«j
oma i ot 1 mo m:

s j or 1 mo n:

E[i,j] < min{E[i—1,j]+1,E[i,j—1]+1,E[i—1,j— 1] +diff(i, j)}

BepryTh E[m, n]

OTa mpolleflypa 3anoJjHdAeT TabJMIly NOCTPOYHO, cjleBa HalpaBO B KaX O
cTpoke. O6paboTka Kax 101 A4eriky 3aHuMaet Bpemsa O(1), mostoMy obiree Bpe-
Ms pabOTHl IPOMOPLMOHABHO pa3Mepy TabmIbl, TO ecTb O(mn).

B paccMoTpeHHOM HaMu paHee IpUMepe PacCTOsSHUE PeJaKTHPOBAHUA paB-
HO 6:

E X

T I A L
O M I A L

P O N E N -
P O L Y N
I'pad 3azmauu U IyTh B HEM

MBI yxe roBOpPUJIM, YTO MOA3aJa4d MOXHO paccMaTpUBaTh Kak BepUIMHE rpada,
B KOTOpPOM PEOpa OTpakarT 3aBUCHMOCTH MeXJy HUMU. B 3apade HaxoxeHUA
PacCTOsAHUA PeJaKTUPOBAHUS BEPIINHAMU MOXHO CUYMTaTh KJeTku (i, j) Tabym-
b, a péOpa COOTBETCTBYIOT PeKypPEeHTHOH (opmyJie:

(cM. puc. 6.5). Pé6pam aToro rpada MoOXHO Tak MPUCBOUTH Beca, YTO ONTUMAJIb-
HOe pacCTOsiHUe pelaKTHpOBaHMA OyleT paBHO UIMHe KpaTdaimero myTtu. i
aToro pébpam tuna (i — 1, j — 1) — (i, j) mpu x[i] = y[j] (myHKTUpHBIM) TpU-
ceouM Bec 0, a BceM ocTaJibHBIM — Bec 1. OTBeTOM Torja GyneT MpoCTo JJIMHA
kparuyarimero myty u3 s = (0, 0) B t =(m, n). Ha pucyske nokasaH O[yH 13 TAKUX
myTeil. OH COOTBETCTBYET KaK pa3 ONTUMAJIbHOMY BHIPABHHUBAHUIO, PACCMOTPEH-
HOMYy Hamu paHee. KaxAplil mar BHU3 Ha 3TOM IIyTU COOTBETCTBYeT yHaJIeHHIO,
BIIpaBO — BCTaBKe, a 10 AMaroHam — JMO0 CcoBNa/ieHNIo, 60 3aMeHe.

Teneps BUAHO, YTO TOYHO TaK e MOXHO PelInTh U 60siee OOLIMIT BapUaHT 3a-
Jlauy O PaCCTOSTHUU peAaKTHUPOBAHMS, KOTAA ONEepaly BCTABKY, YAAJIeHUs U 3a-
MeHHl UMEIOT He 00513aTeJIbHO paBHBIe cTOMMOCTH. Ham npocTo HyXHO 6yJer us-
MEHUTh Beca pébep B 3ToM rpade.

6.4. 3amaya o pok3ake

3abpaBmuiicsa B MarasuH BOp Halé 6osblie J0ObIYM, YeM OH MOXET YHECTH C CO-
6o11. Ero prok3ak BeliepxuBaeT He Oosbiie W xkusorpammoB. EMy Hafio BeIOpaTh
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Puc. 6.5. I'pad BEIpaBHUBAHUA U ITyTh JJIMHHI O.

P o L Y N O M I A

Kakye-TO U3 n TOBApOB Beca Wy, ..., W,, U CTOUMOCTH Vy, ..., V,,. Kak HallTu caMbIii
Joporoii BapuanT?!

I[TycTh, HarIpuMep, plok3ak BeepkrBaeT W = 10 KHUJIOrpaMMOB, a B MarasuHe
VMeIOTCA CJleflylollre U3esst:

Tosap Bec CrouMocCTh

1 6 30
2 3 14
3 4 16
4 2 9

Ecth [1Be pasHOBHUIHOCTH 3TOM 3ajauu. Ecym kaxAplii ToBap HMMeeTcA B
HeoI'PaHWYEHHOM KOJIMYecTBe, TO ONITUMAaJIbHO OyZeT B3ATh ToBap HoMep 1u /Be
HITYKU ToBapa HoMep 4 (obmaa crouMocTh: 48). Ecym xe KaxJplil TOBap ecTh B

'Ec/m 3TOT mpuMep KakeTcs depecuyp JerkoMbICJeHHBIM, HeCJIOXKHO BHOPATh ApyTHe MaTeMaTH-
YecKU dKBHBaJeHTHBIE HOPMYJIIPOBKH.
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Yacrto HCII0JIb3yeMbl€ moaA3aiauu
BkmoueHue 3amauu B ceMelCcTBO nmoa3agad Tpe6yeT I/IBOGPETaTEJ’[bHOCTI/I—HO
€CTh HECKOJIbKO CTaHAAaPTHBIX BAPDUAHTOB.

* Bxog— nocsieloBaTeIbHOCTD X1, Xo, ..., X,;, I0A3a/la4a — TOT e BOIPOC i
npedukca Xy, Xo, ..., X; A L < n.

Xp Xg X3 X4 X5 Xg | X7 Xg X9 Xjo

KoymuecTBO TaKuX Moa3agay JIMHEHHO.

* Bxog— nocsiejoBaTeIbHOCTU X1, ..., Xy U Y1, «--, Vn, OA320AYN — IPEDUKCHI
Xis e, Xp A Y1, o Yy ABLL<MU j <.

X3 Xo X3 X4 X5 Xg | X7 Xg Xg Xjo

Yi Y2 Y3 Ya Ys | Ve Y7 Y8

KoymuectBo momsagay ectb O(mn).

* BXOA— OCJIEJOBATEJIBHOCTD X7, ..., X,, HO[33/1a9a — YYaCTOK X;, ..., X; ULl
i<j<n.

X1 Xg | X3 Xg4 X5 Xg | X7 Xg X9 Xpg

KosmuectBo momsamad ectb O(n?).
« BxoJ— KOpHeBoe iepeBo, Mo/3ajaua — MOZ/iepeBo.

CKOJIbKO B 3TOM cJIy4yae OyZeT nojzazad?

[lepBhie ABa cjyuas HaM yXe BCTpPedYasCh, CKOPO Ouepenp JOHAET U [0
OCTaJIbHBIX.

€TMHCTBEHHOM 3K3eMIUIApe (Kak B Xy[0XeCTBEHHOH rajiepee), TOrja ONTUMAJIb-
HbIM OynieT Habop u3 1u 3 (crouMocTh: 46).

B riaBe 8 Mbl YBUMM, YTO MOJMHOMHUAJILHBIX IO BPEMEHU aJITOPUTMOB IS
3THUX JIBYX 3a/a4, CKOpee BCETo, He cymecTByeT. OJHAKO JUHAMUYECKOe MPOrpaMm-
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MUPOBaHUeE MO3BOJIET pemnTh 0be 3amauu (B cJiyyae ILeJbIX BECOB) 33 BpeMs
O(nW), xoTopoe BIOJIHE AOMYCTUMO i1 Masbix W, HO BCE Xe He sBJeTCA IO-
JMHOMMAJIbHBIM, TaK Kak pa3Mep Bxoja npornopuroHaie log W, a He W.

3agava o PIOK3aKe C IOBTOPECHUsIMHU

Haunéwm c BapuaHTa ¢ mopTopeHuAMHU. Kak 00BIYHO, BaXXHO MPaBUJIbHO BEHIOpATh
noAzajaud. B jaHHOM cilyyae ecTh Ba eCTeCTBEHHBIX Cliocoba: pacCMOTPETh PIOK-
3aK MeHbIIel émkoctd w < W (11 KpaTKOCTH MaKCHMaJbHO JIOMyCTUMBIN Bec
MBI Ha3bIBaeM «€MKOCTbIO») WM Xe MeHbIllee YKCJI0 TOBApOB (CKakeM, TOBaphl
1,2,...,j, the j < n). [y Toro yToOsI MOHATH, KAKOHM MOAXOM JENCTBUTEJIHHO pa-
60TaeT, OOBIYHO IIPUXOJUTCS HEMHOI'O II09KCIIepUMeHTHPOBATb.

[TonmpoOyeM B3ATh pIOK3aK MeHbllIel EMKOCTH U IOJIOXKUM

K[w] = makcuMaJsibHO BO3MOXHAs CTOMMOCTD JjIA PIOK3aKa EMKOCTH W.

MoxeM Ji MBI BBIpasuTth K [w] uepes OTBeTHI [JI1 MEHbIINUX noazanau? ScHo, 4To
€CJI1 B ONITUMaJIbHOe 3all0JIHeHre PI0K3aKa EMKOCTU W BXOOUT TOBap i, To 6e3 o1-
HOH IITYKHU 5TOr0 TOBapa Ml I10JIyYMM ONTUMAaJbHOe 3alloJHeHNe pIoK3aKa EMKO-
¢t w — w;. pyrumu cioBamu, K [w] —ato npocto K[w — w;] + v; 111 HeKOoToO-
poro i. MbI He 3HaeM, i1 KaKOro UMeHHO I, I03TOMy HaM HyXXHO nlepeOparthb Bce
BO3MOXHBI€ BAPUAHTHL:

Kw]= max {K[w —w]+v},

rze, Kak OOBIYHO, MAaKCMYM II0 IIyCTOMY MHOXeCTBY cunTaetcsa paBHeM 0. ITosy-
YyaeM IIPOCTOM aJIrOpUTM:

K[0] <0
og w ot 1 mo W:

K[w] «max{K[w —w;] +v;: w; <w}
BepryTs K[W]

AropuTM mocsiefjoBaTesIbHO 3aloJHAeT MaccuB pasmepa W + 1. 3HaueHue
Kax ol sueiiky BhuncieTcsa 3a BpeMs O(n), obijee BpeMs pa6otsl O(nW).

Kak 00bIYHO, JaHHOU 3aJilaue COOTBETCTBYeT HEKOTOPHIN OpHEeHTHPOBAHHBIN
anuk/myeckuii rpad Ha noazafavax. PemeHrie HCXOAHON 3aiauyl MOXXHO CBECTH K
HaXO0XJJeHH!I0 caMOro [UIMHHOIO ITyTH B 3TOM I'pade.

3agaua o pok3ake 6e3 HOBTOpPeHUI

Terneps pacCMOTPUM BapUaHT 33144, KOTJa KX OB TOBAp €CTh B OHOM 3K3eM-
wripe. Toraa BOCIO/b30BAThCA NO/3afaYaMy U3 IPOLJIOro pelleHus He yaaéTes,
ITOCKOJIbKY HaZl0 KaK-TO YYUTHIBATh, YTO MBI yXe B3aM. CrenaeM 3To, o6aBUB
BTOpoOIi mapameTtp 0 < j < n: o6o3HaunM yepes K [w, j] MakcuMaJIbHYI0 CTOMMOCTD
YHEeCEHHOr0, ecJI1 pa3peliaeTcs YHOCUTD JIIIb TOBApH 1, ..., j 1 obmiuii Bec JOJI-
XeH ObITh He Oosbine W. McxonHas 3agava: Haitu K[W, n].

Temepb HYXHO HayYUTHCS BhIpaxathb K [w, j] uepe3 pe3ysbTaThl 4j11 MEHBIINX
mo/3aiauy. JTO HECJIOXKHO. B onTHMabHOM 3all0JIHEHUU TOBAp j JMOO0 yYacTBYeT,
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O MBINIax M JOO IsIX

B xax Aol K1BOH KJIETKE €CTh «IIPOrpPaMMa» — II0CJIeI0BaTeJbHOCTh CIMBOJIOB
anpasura {A, C, G, T} (HykyieoTnaoB), 3anucanHas B Mosiekysax JIHK (me30k-
CUPUOOHYKJIEMHOBOM KHCJIOTHI).

Y mo6eix AByx JmoAei mociemoBaresbHocTy JHK (ymiHOI mpuMepHO B
3 MUWUMapza CUMBOJIOB) OT/IM4YaTcs Beero b Ha 0,1%. Ho 5Tux Tpéx Muir-
JIMOHOB Pa3JIM4YMi JOCTATOYHO, YTOOBI JIO U OB COBCEM pa3Hble. DTU pa3ju-
YK BaXHBI 411 OMOJIOTMY 1 MeJUITMHB — HanpuMep, aHaym3 JJHK moxeT BbI-
SIBUTD [IPEIPACIIOJIOKEHHOCTh K HEKOTOPBIM O0JIe3HAM.

JHK — orpoMHas mporpamMma, ¢ KOTOpPOU y4éHble TOJIbKO HAaYMHAIT pa3ou-
patbeA. B Hell ecTh y4acTKU ¢ KOHKPETHBIMM pOJIAMU (NIPOM3BOACTBO TeX WU
WHBIX O€JIKOB), KOTOpBle HA3hIBAIOT ceHamu. IIpu ux oOHapyXeHUU HCIIOJb3Y-
JOTCSI KOMIIBIOTEPHI, U 3T 00JIACTh HA3bIBAETCA GblUUC/TIUMETbHOL eHOMUKOU.
Kak MOryT moMo4s TyT Hallll aJITOPUTMBI?

1 IIpy OTKpBHITHH HOBOT'O F'eHa B TeHOMe YeJIoBeKa OfUH 13 CII0COO0B NOHATH
ero QyHKIUI0 — HAlTH [I0X0XMe U3BECTHBIE reHbl (BO3MOXHO, y APYTUX XOPO-
10 M3y4YeHHBIX BUJIOB — HanpumMep, Mbimieii). CJI0BO «I[I0X0XHe» MOXHO yTOY-
HATH C IIOMOIIbI0 TOTO WA UHOTO PACCTOSHUA.

Baza mannHeix GenBank, B KOTOpOI XpaHATCS M3BECTHBIE I'eHBI, yXKe UMeeT
o6uryio aymHy Gosee 10'° HyKk/IeOTHIOB M MPOJOITKAET CTPEMUTENLHO PACTH.
Ceiiuac 1y norcka OOBIYHO MCIOJb3yeTcsa nporpamMa BLAST, npu co3maHuu
KOTOPOY [TOHAOOMJICh U aJTOPUTMIYecKre TPIOKY, U OroJiornyeckas MHTyu-
Y.

2. pu cexgeHuposaruu HK (DNA sequencing), To ecTb olpeJieleHUN II0-
cJleloBaTeJIbHOCTH CHMBOJIOB, OOBIYHO pa3pe3alT MOJeKyJly Ha Kycku (Imon-
crpokn) mmHO¥ 500—700 HyKJIEOTUOB U BCe MX «UUTAIOT». J[OIyCTHUM, MBI
HalllJI1 MHUJUTMapAbl TAKUX CJIly4yaliHO paccesHHBIX 110 Bcell cTpoKe (GparMeHTOB,
HO KaK BOCCTAaHOBUTH MCXOJHYIO IOCJIe[JOBAaTeIbHOCTh? Bep HU [y1A OMHOTO U3
3TUX KYCOYKOB MBI He 3HaeM, C KaKOH MO3ULUM OH UAET. OTO HaAo oIlpeje-
JTh, CKJleBas IepeKphiBalolecs ¢pparMeHThl, 1 5TO Obljla HenpocTas 3aja-
ya. [lepBrie «uepHOBUKU» noyHOU JJHK yenoBeka nosisusmich B 2001 rogy y aAByx
rpynn: «Human Genome Consortium» (¢ rocyaapcTBeHHBIM (PUHAHCHPOBAaHU-
eMm) u «Celera Genomics» (YacTHasA KOMIIaHNA).

3. Korma Hekull reH HaiileH y HECKOJIbKMX BUIOB, MOXHO JI HCIOJb30BaTh
3Ty MHGOPMALUIO [JI1 BBIACHEHUA MPOUCXOX AEHUA BUIOB?
MbI pacCMOTPUM 3TH BOIIPOCH B YIIPAXXHEHUSX B KOHIIE TJIABHI.

mbo HeT:
K[W:J] =maX{K|:W _W]:J_ 1:| +V],K[W,]_ 1]}

(mepBbIii wieH Gepércs, TOJBKO ecym w; < w.) JIpyrumu cJIOBaMu, MOXHO BbIpa-
auth K[w, j] uepes pesysbrate! momsamau K[-, j —1].

AjropuTMm 3amnosHsAeT AByMepHbI maccuB u3 W + 1 ctpoku u n + 1 crosnb-
na. Kaxpas suelika 3anosHseTcsa 3a BpeMs O(1). [loaTomy HecMOTps Ha ropas-
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10 60BN pa3Mep TaOJHIII [0 CPABHEHUIO C IIPeApIAyIMM aJITOPUTMOM obIiee
BpeMst paboThl ocTaércs npexuum: O(nW).

ona scex j, w:  K[0,j]<0; K[w,0]<0
ons j or 1 mo n:
ot W ot 1 mo W
ecm w;>w: Klw,j]l—K[w,j—1]
mmave:  K[w, j] < max{K[w, j—1],K[w—w;,j— 1] +v;}
BepryTh K[W, n]

6.5. IIpousBenieHre MaTpHUI]

[TycTpr HaM HEOOXOMMO BBIUUCUTH NpousBeAeHne A X B X C X D 4eThIp€x mMat-
pun pazmepos 50 x 20, 20 x 1, 1 x 10 u 10 x 100 (puc. 6.6). His 3TOro Hy>KHO
YMHOXaTh MaTpPUILI IIONIApPHO B KaKOM-TO nopsake. Kak mM3BecTHO, MaTpuyHoOe

Puc. 6.6.AXBXCxD=(Ax(BxC))xD.

(a) (b)
x || x = x | x D x |
C
A p 1x10 D A BxC D
50 x 20 20 x 1 10 x 100 50 X 20 20 x 10 10 x 100
(0 (d)
x| |
Ax(BxC) D (Ax(BxC))xD
50 x 10 10 x 100 50 x 100

YMHOX€eHHE He ABJAETCA KommymamueHsiM (B obiieM ciiydae A X B # B X A), HO
saByseTcs accoyuamueHbiM (A X (B x C) = (A x B) x C). Takum o6Gpa3omM, MBI MO-
’keM BBIOHpAaTh, B KAKOM NOPsIKe IIeEpeMHOXATh MaTpULlbl (MJI, 9TO TO Xe caMoe,
KakK paccTaBUTh CKOOKM). BaxeH Ji1 TyT MOPAA0K?

O6blyHasa ¢opmysia [yiA NPOU3BEACHUA MATpULl M X N1 U N X p HCHIOJb3yeT
O(mnp) apudmeTnueckux oneparuii. CunTas, 4To Hy>KHO POBHO Mnp Omeparuii,
CpaBHUM HECKOJIbKO Pa3HBIX CIoco60B BEIUUCIeHUA A X B X C X D:

ITopsmok | IMofcuéT KoymuecTBa onepanuil | KommiuecTBoO omnepanuii
AX((BxC)xD) 20-1-10420-10-100+50-20-100 120200
(Ax(BxC))xD 20-1-10+50-20-10+50-10-100 60200
(AxB)x(CxD) 50-20-14+1-10-100450-1-100 7000

BuiHO, YTO MOPAZOK YMHOXEHUS CHUJIbHO BJIMSET HAa UTOTOBOE KOJIMYECTBO OMEpa-
uuii. bosee ToOrO, *KaAHBIN aJTOPUTM (BBIOHMpAOIMI KaX OpIN pa3 ABe MaTpULIbI,
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3anmoMuHaHHe

Mbl HauMHa/M C pPeKyppeHTHOH (opMyJbl, BEIpaxarolleil 3agayr 0oJbIero
pa3Mepa yepe3 MeHbIIMe. OHa MCIOJH30BaJACh A1 3al0JIHEeHN TabJMIEl pe-
IIEHUI CHU3Y BBEPX, OT [TO/33a1a4 MEHbIIEro pa3Mepa K 60JbIINM.

Kak MBI yXe roBOpuIM, peKypCUBHBIN aJTOPUTM, COOTBETCTBYIOIIUI PEKYD-
peHTHOI dopMysie, MOXeT OBITh Hea(pPeKTUBHBIM, TaK KaK OJHU U Te Xe MO~
3afauu OyOyT pelaThcs CHOBA M CHoBa. HO ero MOXHO yCOBepIIEHCTBOBATh,
3anlOMUHAas pe3ysbTaThl MpeApIAyIINX PEKYPCUBHBIX BHI30BOB U UCIOJB3YS UX
IIPY IOBTOPHBIX BBI30BAX C T€M Xe BXOJOM.

B ciywyae 3amaum o prok3ake (C NOBTOPEHUSIMU) TaKOM aJlTOPUTM MOT OBI
HCIOJb30BaTh xeml-Tab/mny (cM. paszen 15) [y xpaHeHHs BBIYKCJIEHHBIX
panee sHauenuii K[-]. [Ipu 3ampoce 3Hauenuss K[w] cHavajia mpoBepsyioch
OBI, He IIPUCYTCTBYET JI1 OHO yXe B TabJmille, U TOJIbKO IIPU €ro OTCYTCTBUU
IIPOM3BOAWJIOCH OBl BBHIYMCJIEHHE. Takoll NMpHUEM Ha3bIBAETCA 3aNOMUHAHUEM
(memoization).

{B xem-Tabmvmy mnovemawTca 3Hadvemua K[w] (w — B pomm mEmexca).}
{Vizravanpro Tabmua mycTa.

dymxmma KNAPSACK (w)

eci W COIepXWICH B Xem-Tabime:

BepryTh K[W]
K[w] < max{KNAPSACK(W — w;) + v;: w; S w}
Iobasurs K[w] B xem-Tabmmry c ximogoM W
BepuyTs K[W]

DTOT aJTOPUTM HUKOTZA He pellaeT JqBax sl O[Hy moazanady. Ero Bpems pa-
6ot O(nW), KaK ¥ IpU UCIIOJIb30BAHNY AUHAMUYECKOTO IIPOrPaMMUPOBAHIUS
6e3 3amomuHaHus. Ho OCTOSHHBIN MHOXUTEJb, CKPBITHIE B O(-), IPYU UCIIOJIb-
30BaHUM PEKypcHH GOJIbINE, YeM B CJIyUae JMHAMUYECKOTO IIPOrPaMMUPOBAHMSA
(13-3a [OMOJIHUTE/BHBIX MPOBEPOK M HAKJIAMHBIX PACXOMOB MU peaM3aiuu
peKypcum).

B HEKOTOPHBIX CJlyuyasx, OJHAKO, 3allOMUHaHUe cebsi onpaBApiBaeT. Y BOT IO-
yemy: IIpyU JUHAMHUYECKOM IIPOrpaMMUPOBAaHUN PELIAI0TCA BCe MO/[3aqauu, KO-
TOpBI€ TOTEHIUAJIBHO MOIJIM Gbl IOHAAOOUTHCA, a P 3alIOMUHAHUN — TOJIb-
KO Te, KOTOphIle peasibHO MOoHano6umch. Hampumep, mycth W U Bce Beca w;
kpatubl 100. Torma nojamaua K [w] GecmosiesHa, ecym w He meymresa Ha 100.
PeKypCUBHBIH aJTOPUTM C 3allOMUHAHKUEM axe He OyneT pacCMaTpUBaTh 3TH
JMIITHYE KJIETK! B TaOJmile.

KOTOpBIE JlellIeBJie BCEro IEPEMHOXUTD), IPUBEAET HAC KO BTOPOMY BapHaHTYy, Ja-
JIEKOMY OT ONTUMyMa.

Kak >xe HaliTh oNTUMAaJIbHBII MOPAAOK IepeMHOXEeHUs MaTpull A, Ay, ..., A,
pasMepoB My X my, m; X my, ..., m,_; X m, cooTBeTcTBeHHO? [Topaaok oneparuii
MOXHO M300pa3uTh ABOUYHBIM AEPEBOM, JMCTbAM KOTOPOTro OYAyT COOTBETCTBO-
BaTh MCXOAHbIE MaTpPUILIBl, KOPHIO — pe3yJbTaT, a BHyTPeHHUM BepiirHaM (y HUX
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Ba peb6€HKa) — IpOMeXyTOYHble pe3yJbTathl (puc. 6.7). KoymiuecTBo Takux fepe-
BBEB C N JIMCTHSIMU 3aBUCUT OT N SKCIIOHEHI[UAJbHO (yrpaxHeHue 2.13), moaTomy
UX NepeOHpaTh J0JITO.

Puc. 6.7. (a) (AxB)x C)xD.(b)AX ((BxC)xD).(c) (Ax(BxC))xD.

(a) ) ® () @ ()
() @ @ () () @

() © () @ @ )
@ ® ® © ®) (©

BcnoMHUM, 4YTO HOJEpeBbsl ONTHMAJIbHOTO JepeBa ONTUMasbHbL. Kakue
[o/i3alaull COOTBETCTBYIOT INOAnepeBbAM? VMK OKa3bIBalOTCA INPOU3BeNIeHUA
Aj XA X ... X A;. Crieiyst aTOM cxeMe, st 1 <1< j < 1 MOJI0KUM

Cli, j] = MuHMMaJbHas CTOUMOCTb BRIYUCTIEHUA A; X A;q X ... X A;.
Pasmep nmopazafauy — 3TO KOJMYECTBO MaTPUYHBIX ollepariuii, To ectb j — i. [Ipu
i = j mepeMHOXaTh HUYero He Hajo: C[i, i] = 0. IIpu j > i pacCMOTPHM ONTHMAJIb-
HOe moAepeBo Iy Boiuncienus C[i, j]. B IByX ero mopgepeBbsix BbIYMCIIAIOTCA
Aj X ... XA M Apyq X ... X A; 0y HEKOTOPOro k mMex [y i 1 j. CTOMMOCTD BCEro
nojiiepeBa — 3TO CyMMa CTOHMMOCTel [ABYX YaCTUYHBIX IIPOM3BEIEHUN U CTOMMO-
ctu ux nepemHoxenus: C[i, k] +C[k +1, j] +m;_; - my - m;. Ham ocTaércs Haii-
TU k, Iy KOTOPOT'O 3Ta CTOMMOCTb OKaXXeTCs MUHHUMAaJIbHO:

i<k<j

[MosyqaeM Takoil aJTOpyUTM (B KOTOPOM s — pa3Mep MoJ3afauun):

mg i or 1 mo n: C(i,i)<0
onag S or 1 mon—1:
o i or 1 mon—s:
jei+s
Cli, j] < min{C[i, k] + C[k+ 1, j]+m;_y -my.-m;: i <k <j}
BepuyTs C[1, n]

Bce noazagaun oOpasyioT AByMepHYI Tabymiy. BrelunciieHne 3HaYeHUS Kax-
Joit siueriku TpeGyet Bpemenu O(n). IToaTomy obiiee Bpems paGOTh ajrOpUTMa
ectb O(n®).
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6.6. Kparuaiiniue nyTtu

MBI HaYa/M 3Ty I[JIABY € IPOCTOTO aJTOPUTMA IIOKCKA KpaT4aliero myTy B Opu-
€HTHPOBAHHOM alUKJIIYeckoM rpade B KauecTBe IpumMepa. JInHaMuyeckoe mpo-
rpaMMHpOBaHUe I0JIe3HO U B GoJjiee CJIOXKHBIX BapHaHTaX MOMCKA KpaTyalinx
yTen.

Kparuaiinue HagéxHble MyTH

B nmpakTHueckux 3afjauax 4acTo MOABJAITCA pa3Hble NONOJHUTebHBIEe TpeOoBa-
HUA: CylepAelEBbII MapuIpyT ¢ 60JIINM YKCJIOM [lepecaJIoK BpsAd JI1 HyXeH; a-
KeT 6aiiToB, MpOXOAMUI Yepe3 60JbIIOe YHUCJI0 MAapUIPYyTU3aTOPOB (JlaXke OueHb
OBICTPBIX), MOXET MOTEPATbCA. B TakuX CUTyalUAX HyKHBI IyTH, KOTOPBIE OAHO-
BpeMeHHO UMeIT MaJIylo JjMHY (CyMMy QJIMH pébep) 1 MaJjioe KOJIMUeCTBO pédep.
Ckaxewm, B rpade Ha puc. 6.8 kpaTyalimii MyTh U3 BepUIUHLL S B T COCTOUT U3

Puc. 6.8. Iyt u3 S B T: [jymHa U 9ucyo pébep.

yeThIPEX pébep, B TO BpeMs Kak Cyl[eCTByeT HEMHOro 60Jiee JyIMHHBIN MyTh, IIPO-
XOOAMIMI BCero 1o AByM pébpam (1 Ha ImpakTHKe OH MOXeT ObITh Jiyuiie). ITpu-
XOVIM K TaKOH 3ajave:

JaH B3BemeHHsbI rpad G, BEpUIMHLL s U t 1 ynciio k. HyxHo HaliTH KpaTyai-
IIWHA MyTh U3 § B t, npoxodsawuti He 60stee Yem no k pébpam.

MoxHO /1 TPUCIOCOOUTD aropuTM JleiKCTphl A1 3ToH 3aaaun? CJI0KHOCThb
B TOM, YTO aJITOPUTM JIeHIKCTPHI cOCpeIOTOUeH Ha JIMHe KpaTydaliliero nyTyu U He
3aboTUTCA 0 yncye pédep.

Hcnosmb3ysa AuHaMuueckoe NporpaMMHpOBaHKe, Mbl JOJDKHBI M300pecTu Ta-
KHue nojzazayu, 4ToObl BcA BaXHasA MHOOPMAIMA COXPaHUJIACh I CJIeAyI0LIUX
3TanoB. B JaHHOM cJly4ae [T KaX oW BEPIIUHBI V M KaXI0ro 4uciia i < k ompe-
nmermmM dist[v, i] Kak O/IuHy kpamuatiutezo nymu u3 s 8 v, npoxodsaujeco He 6osiee
yem no i péépam. HauasibHele 3HaueHus dist[v, 0] GeCKOHEYHBI I BCEX BEPIIHH,
KpoMe s, [y KoTopoii dist[s, 0] = 0. PekyppenTHas dopMyJia OueBUIHA:

dist[v,i] = min {dist{u,i— 1]+ 1(u, v)}.
(u,v)EE

Kparuaiilmue myTu Mex [y BceMH ITapaMH BepIIUH

[TycTh MBI XOTUM HAWTH KpaTyallive IIyTU He TOJIbKO MeX/y BepIINHAMMU § U t,
a MexJy 6ceMu mapamu BepiuH. MOXHO 3aIyCcTUTh OOIIUI aJTOPUTM HaXO0X Jie-
HMA KpaTyaumux nyTei u3 nyHkTa 4.6.1 (Mbl JjonyckaeM oTpuljaTesbHble pEbpa)
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|V| pas, mo pasy 1A Kax Aok HauabHO! BepuinHbl. Obinee BpeMs paGoThl GyAeT
O(|V|?|E|). quaamMuuecKkoe MporpaMMUpPOBaHUe JAéT Gosee GHICTPHII aJrOpUTM
droiia—Yopiiesuia, paboTawomuii 3a Bpems O(|V[?).

Kak BrIOpaTh mofzafiaun, YToO6sl OHU He OBLIM MPUBA3AaHBI K HavYaJIbHOM WM
KOHeYHO! BepmnHaM? Bot uges: 6yeM ocTeleHHO pa3peniaTh IpOMeXYyTOYHbIe
BEPIINHHI («MecTa IepecaZiok»). Ecimi nepecagku coBceM 3ampernieHsl, TO Kpat-
Yyalmuii MyTh U3 U B V — 3TO IIPOCTO OPUEHTUPOBAHHOE pedpo (u, V), ecm Takoe
pebpo ectb B rpade. Bygem paspernaTh nepecajkKy MOCTENEHHO, OTKPHIBAS A
TpaH3UTa BepIINHBI OJHY 3a ApYyroi. B KoHIle KOHI[OB OyIyT pa3pelleHsl JEoOble
repecajiKy, Tak YTO MbI HAHAEM JJIMHBI KpaTUaNIInX MyTel MexX Oy BceMU IapaMu
BepmuH rpada.

BoJjiee KOHKpETHO, MPOHYMepyeM BepIIMHBI U3 MHOXXecTBa V oT 1 [0 n 1 ompe-
nemM dist[i, j, k] kak JymHy KpaTyaiiiiero nyTu U3 i B j, B KOTOPOM B KauecTBe
MMPOMEXYTOYHBIX BEPIINMH MOTYT MPUCYTCTBOBATh TOJIHKO BEPIIMHBI MHOXECTBA
{1, 2, ..., k}. M3nauasbHo dist[i, j, 0] —aT0 mymHa pe6pa i — j, ecm Takoe peb-
po ecThb (1 00, €CJM €ro HET).

YTO IPOUCXOAUT, KOT/]a K MHOXECTBY JIONMyCTUMBIX BEPIIUH MbI J0GaBjsgeM
ouepeHyI0 BepIivHy k? Mbl JOJDKHBI TPOBEPUTH AJIA BCEX map i, j, JaéT JM Huc-
MOJIb30BaHUE BEPIIUHHI k B KAUeCTBE MPOMEXYTOUYHOHN 60Jlee KOPOTKUM MyTh U3 i
B j. DTO HECJIOXXHO: KpaTYaUIlU IMyTh U3 I B j, KOTOPBIK BKJIOYAET B cebs k 1 Apy-
rye BepUINHEI ¢ MEeHbIIMMU HOMepaMU, IPOXOAUT Yepe3 k JMIIh OfHAX bl (Beap
MBI [TpeII0JIOK I, YTO B I'pade HeT IUKJIOB OTpUIlaTeIbHOro Beca). MbI yxxe 3Ha-
€M JJIMHY KpaT4alIliero myTy, MPOXOAAIIIEro Yepe3 BEPIIUHBI ¢ MEHBIIINMU HOME-
pavu, u3i Bk mus k B j:

k
dist[i, k, k — 1]

dist[k, j, k—1]

dist[i, j, k—1]

Takum oGpasom, gobaBsieHUe k yaydlmiaeT TEKYIIMN MyTh TOTAA U TOJBKO TOT/a,
Korja
dist[i, k, k — 1] +dist[k, j, k — 1] <dist[i, j, k — 1].

B aToMm ciyuae dist[i, j, k] JOJDKHO OBITh COOTBETCTBYIOIIMM 06pa3oM OGHOBJIEHO.
Tosygaem Takoii anroput™ (Droiina—Yopiesva) ¢ BpemeseM paboTsr O(|V[3):

mis L ot 1 mo n:
o j ot 1 mo n:
dist[i, j, 0] « oo
nns scex (i, j)€E:
dist[i, j, 0] < I(i, j)
mag k or 1 mo n:
o i or 1 mo n:
s j ot 1 mo n:
dist[i,j, k] < min{dist[i, k,k — 1] +dist[k, j, k—1], dist[i,j,k—1]}
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3agaua KOMMHUBOKEpPa

KoMMuBOsXEP NODKEH [TOCEeTUTh IO pasy Kax bl ropoAd U3 OOJbIIOro CIMcKa 1
BEPHYTbCA B CBOY poAHOI ropoA. OH 3HaeT pacCTOAHUA MeXJy BceMM IapaMu
ropo/ioB. B kakom mopske Jiydiile BCero mocemiats roposia, YTo6s1 MUHUMHU3HPO-
BaTh NPOYEHHOE PacCTOsSHNe?

I[Tycth ropoja NpoHyMepOBaHEL OT 1 10 n, POAHOM ropoJ KOMMUBOsXEpPA 1Me-
et Homep 1 u mycts D = (d;;) —MarpuIia paccTosHUI Mexay ropogamu. Hano
HaAWTU MapuUIpyT, HAUWMHAIOIUICA U 3aKaHYUBAIONIMiicA B ropoje 1, Ipoxofamui
BCe OCTaJIbHBIE TOPO/A POBHO 10 OAHOMY pa3y U UMEKIUI MUHUMAJBHYI0 CyM-
MapHylo JymHy. Jaxe gy rpada 13 nAaTy ropofos (puc. 6.9) HailTh onTUMAaJIbHBIN
MapuIpyT HernpocTo (monpo0yiite!) — a ecu ropoJioB COTHU?

Puc. 6.9. OnTumasbHBIE MapHIpyT KOMMUBOsDKEpa NMeeT JyHy 10.

OkasplBaeTcs, 3Ta 3a7ada AeCTBUTEJBbHO CJIOXKHAA — 3TO OAHA U3 KJaccuye-
CKUX TPYHOEMKUX 3aJja4. XOTs MOCTENEHHO JIOAU MPHAyMaJi MHOTO Pa3HBIX CII0-
co0OB yCKOpUTH eé pellleHle, OHA OCTaéTcsA CJIOXHON. Kak Mbl yBUM B rjaBe 8,
[IOJIMHOMUAJIbHBIN aJTOPUTM [T He€ BPAL JI1 CYILeCTBYeT.

Ecm mepebupats Bce mapuipyTsl (ux (n — 1)!), norpebyercs Bpems O(n!) (BbI-
YrcJieHVe JIMHBI MapIIpyTa Ipou3Boautcs 3a Bpems O(n)). [TokaxeM, 4YTo quHa-
MHYecKoe MPOrpaMMHUPOBaHIE MO3BOJIIET PELINTh 3Ty 3aauy ObicTpee, XOTh U He
3a MOJIMHOMHUAJIbHOE BpeMsl.

Kak B jlaHHOM cilyyae BBIOpaTh nopzafaun? I10CKObKY MBI MI[eM MapuipyT,
ecTeCTBEHHOU To/B3ajilauell ABJsieTCA HaXOoXJeHre HavyaJlbHOM YacTU MapuipyTa.
[IpenmosnoxxuM, MBI BHIIILIM U3 ropoja 1, MOCeTHIM HeCKOJIbKO TOpOAOB U ceidac
HaxouMcsA B ropoge j. Kakasa nHdopmariya 06 3ToM YaCTUYHOM MapLUIpyTe CyIie-
CTBeHHa 14 AasbHeliero? Hamo 3HaTh, rae Mbl HaxoauMcA (j), a Takxke Tae MbI
yXe 1mo6siBaym (4ToOB He UATU Ty[a BTOPOH pa3). DTO NPUBOAUT HAC K CJle/yIo-
ey nogsagaue.

Jli momMHOXecTBa ropofoB S C {1, 2, ..., n}, Bkyrovaroiero 1, u i j €S
o6o3uaunm yepe3 C[S, j] mmHy Kparyaiiiero mytv u3 1 B j, HauMHaIIe-
rocsi B 1 ¥ 3aKaHYMBAIOIIETOCA B j, IPOXOLSANIEro yepe3 KaxXAbIl rOpoJ 13
MHOXecCTBa S pOBHO OfJUH pa3.

Ilpu |S| > 1 mbI mostaraem C[S, 1] = 00, MOCKOJBKY IIyTh HE MOXET OJHOBPEMEHHO
HaYMHATHCA U 3aKAHYUBATHCA B ropoze 1.
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Beipasum teneps C[S, j] yepes meHbInve. B onTrMasbHOM IyTH U3 1 B j npe-
[TOCJIEIHUM MOXeT OBITh J000 ropof i u3 S — {j}. Be3 mocJsiejHero mara Mel 1mo-
JIyYUM OTNITUMAaJbHBIH MyTh U3 1 B i mo S — {j}, To ectb C[S — {j}, i]. Ocraércs
noGaBuTh JyMHY pebpa u3 i B j, TO ecTh d,;, 1 epeGpaTh BCe BAPUAHTHI [JIA i

IS, j1= min, C[S ~{j}, il +dy.

Pemias mojzajauu B MOpsiiKe BO3pacTaHus |S|, IpUX0auM K TaKOMY aJTOPUTMY:

C[{1},1] <0
O S oT 2 o n:
ona Bcex S C{1,2,...,n} pasmepa s, comepxamux 1:
C[S, 1] — oo
s Bcex jES, j#1:
C[S, j] «min{C[S — {j},i] +d;;: i €S,i#j}
BEpHYTb rn]ln Cl{1,....n}, jl+dj

Bcero ecth He Gosee 2" - n mofBaay, U peleHye i Kax 10U U3 HUX HAXO/AT-
cs1 32 MHeiiHOe BpeMs. [ToaToMmy obmiee Bpems paboTs ectb O(n?2M).

O mamMATH U BpeMEHHU

BpeMms paboThl aJTOpUTMa, OCHOBAaHHOTO HA AUHAMUYECKOM ITPOrpaMMHPOBa-
HUH, 3aBUCUT OT pa3Mepa rpada nojzaaay: B OOJBIINHCTBE CIIy4aeB 3Mo npo-
cmo kosuyecmao pébep 8 epage. B camom pesie, MBI IIPOCTO OOXOJUM BepIIK-
HEI B [TOPSZIKE TOIIOJIOIMYEeCKOY COPTHPOBKY, IpOCMAaTprBaeM BXopsdliye pébpa
KaXX[I0¥ BepIIUHbI U, KaK [TPaBUJIO, BhMOJHsieM O(1) omepamuil s Kax J0ro
pebpa. IIpu saToM kaxgoe pe6po rpada obpabaTeiBaeTcss OAUH pas.

CKOJIbKO e TpeOyeTcs maMATU? JTO BOIPoc OoJiee CJIOXKHBIM: [ToHaA TabJm-
I1a 3aHMMaeT MeCTO, IIPOIIOPLUOHAIbHOE KOJIMYECTBY BEPIINH (II0/13aAa4), HO
YacTO MOXHO COKOHOMUTH. [leJio B TOM, UYTO pe3yJsbTaT pelleHNs KOHKPeTHOU
Mo/i3aflauyl HY’)KHO XPaHUTh TOJIBKO JI0 TEX MOP, TOKA OH HYXEH, TO €CTh IOKa
He OyIyT pelleHbl 3aBUCANIME OT HEro moazafauu OoJbinero pasmepa. IMocre
3TOro 3aHMMaeMas UM MaMATh MOXET ObITh MCII0JIb30BAHA CHOBA.

Hampumep, B airoputMme drioiia—Yopiiesuia 3Hauenue dist[i, j, k] craner
HEHY)XHBIM, KaK TOJIbKO Oy/yT BRIYMCJIEHB BCe 3HaueHus dist[-, -, k + 1]. [To-
STOMY I XpaHeHUs 3HaueHWM dist JOCTaTOYHO MMETh BCEro JBa MacCCHUBa
pasmepom |V| X |V|, oguH 111 HEUETHBIX 3HAYEHUI k, APYroi — i YETHBIX:
pu BhiuucieHnu dist[i, j, k] Mbl 3aTpaeM 3HaueHus dist[i, j, k — 2]. (Kak
Y paHbllle, eCJIM HAC UHTEPECYET He TOJIbKO PAaCCTOAHME, HO U CaM ONTUMAJIb-
HBIH [yTh, HY’KHO 00 3TOM M03a60TUTHCS: 3aBEIEM MaccuB prev(i, j|, XpaHs-
MY IpeAnoc/eJHIOI BepIINHY Ha TeKylleM KpaTyaimieM nyTu u3 i B j. Ero
JIeTKo OOHOBJIATH MapaJuie/IbHO ¢ AeHCTBUSAMU aJrOpUTMa. )

BupyTe s BbI, MOYEMY B aJITOPUTME BBIYHMCJIEHUS PACCTOSHUA PEOAKTUPOBA-
HuA (puc. 6.5) MOXHO 000UTHCH AMATHIO, MPOMOPIIMOHATBHON JHe 6oJiee
KOPOTKOM CTPOKU?
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6.7. He3aBucuMbie MHOXECTBA B IePEBbX

MHOX€eCTBO BEPIIUH B rpade Ha3bIBAETCA He3a6UCUMbIM, €CJIA €T0 BEPIIUHBI He
coemuHeHbl péGpamu. Hampumep, Ha puc. 6.10 mHOXecTBO {1, 5} HesaBHCHMO,
B OTJIM4Ke OT MHOXecTBa {1, 4, 5} (BepummHst 4 u 5 coeauteHb peGpom). CambiM
60JBIINM He3aBUCHMBIM MHOXECTBOM fABJIIETCS, Hanpumep, {2, 3, 6}.

Puc. 6.10. Pasamep MakcuMaIbHOTO HE3aBUCUMOI'O MHOXECTBA [ji1 5Toro rpada paseH 3.

3ajaua HaxoXJeHHsA MaKCUMaJbHOTO He3aBUCHMOI'0 MHOXeCTBa B IPOM3-
BOJIbHOM rpade TpyaHa — KaK U HeKOTOphle Apyrvue pa3oOpaHHBIE B 3TOH IJaBe
3afauu (3afjaua o prok3ake, 3ajaya KOMMHBOsDkéEpa). OgHako ecym rpad ABJE-
eTcsA AepeBoM, TO 3aJjaua MOXeT OBITh pellleHa 3a JIMHeIiHOoe BpeMs C IIOMOIIbIO
JVMHaMH4ecKoro nporpaMmmMupoBanuA. Kakumu xe OyayT COOTBETCTBYIOLIYE MOA-
samaun? Kak u [y 3agauu yMHOXeHUA MaTpull, CTPYKTypa JepeBa (KOTopoe MbI
cZieslaeM KOpHEBBIM) MOJICKa3blBaeT BEIOOP noA3aiad.

Bribepem jr00yl0 BepHIMHY r B KayecTBe KOpHA. Temepb KaxJasd BepIINHA
olpeJieJIsiET MOIEPEBO, MO/BelIeHHOe K Hell. [Toyuaem noazapauy I[u]: Hatimu
MAKCUMATbHBLIL pazmep He3a8LUCUMO20 MHOJCeCmaa 6 noddepeae ¢ KopHem 6 u. Ha-
IIa KOHEeYHas IleJb 3aK/IovYaeTcsA B HaxoxaeHuu I[r].

JluHamMuuyeckoe nMporpaMMHpoOBaHUe, Kak OOBIYHO, pellaeT Mof3afadud B IO-
psAAKe BO3pacTaHUsA pa3Mepa, OT JMCTheB K KOPHI0. [IpeArosoXuM, 94TO MbI 3HaeM
MakcuMaJsbHble He3aBHCHMble MHOXeCTBa JjiA Io/iflepeBbeB HIDKe ONpeiesIEHHON
BEPIIUHHI U. [[pyryMU CJIOBaMHU, MPEANOJIOXKUIM, UTO Mbl 3HaeM I [w] Ayt Bcex w,
ABJAIIUXCA noToMKamu u. Kak Beraucsmth I[u]? fAcHo, uTo /mbO U BXOAWT B
MakKcHMaJlbHOe He3aBHCHUMOe MHOXeCTBO, JMO0 He BxomuT (puc. 6.11). Ecim He3a-
BHCHMOE MHOXECTBO BKJIOYaeT U, TO He MOXeT coJlepXXaThb feTel U, TO3TOMY Ha-
JI0 CJIOXKUTh OTBETHI JJI BCeX «BHYKOB» U yuecThb u. C Jpyroli CTOPOHEL, ecjii U He
BXOAUT B HE3aBHCUMOe MHOXeCTBO, TO MOXXHO CJIOXUTh MakKclMaJlbHble He3aBu-
cuMble MHOXecTBa [y AeTell. [Tosydaem cienyroniyio Gopmysy:

IMul=max{1+ > I[wl, > I[w]f.
W —BHYK U W — pebEHOK u

KoymuecTBO m0O/3a/ja4 B TOYHOCTH COBIAJAET C KOJMYECTBOM BEPIIUH. AKKY-
paTHO peayM30BaB aJTOPUTM, MOXHO AOCTUYb BpeMeHu paGotsl O(|V |+ |E|).
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Puc. 6.11. I(u) paBHO pa3Mepy MakCUMaJIbHOTO HE3aBMCHMOI'0 MHOXECTBA U1 HOAepeBa
c kopHeM B u. EcTb ABa ciyyasa: /mbo0 u BXOAUT B 9TO MHOXECTBO, JIMOO He BXOJUT.

YnpaxHeHus

6.1. HenpepblgHblM yuacmkoM Ha3bIBaeTCs TPyINa MOMAPsI UAYLINX 3JIEMEHTOB.
Hanpumep, [j1s1 mocjiefJoBaTeIbHOCTU

5,15, =30, 10, -5, 40, 10

asieMeHTH 15, —30, 10 06pa3yioT HellpephIBHBIN y4acTok, a 5, 15, 40 — HeT. Ilo-
CTpOTe JMHEWHBIIN aJTOPUTM JIA CJleAyfollell 3aJaum:

Bx00: CIIUCOK YHCeN dy, Ay, ..., Ay.
Bb1x00: HETIPEPHIBHBIN yY4acTOK ¢ MaKCUMAaJIbHOM CyMMOH (CyMMa ydacTKa
HYJIeBOU JJIMHBI paBHA HYJIO).

Ja npuBenénHoro npuMmepa orsetoMm Oyzer 10, —5, 40,10 ¢ cymmoit 55.
(TToxpckaska: i Kaxmaoro j € {1, 2, ..., n} paccMoTpuTe y4acTKH, 3aKaHYMBAIO-
m[Mecs B MO3UIUH j.)

6.2. Brl efileTe o JIMHHOM IOpOTe, HauaB Y HYJIeBOI'0 KUJIOMeTPOBOTro cTojiba. Ha
JIopore y CTOJI00B € OTMeTKaMU a; < dy < ... < d,, CTOAT TOCTHUHULIBI, I/le MOXHO
HoueBaTh. Hazjo monacTs B mocjie[JHIOI (Ha pacCTOSHUM d, OT HaYasa).

MakcumabHO KoMPOPTHO exath o 200 KM KaxJpIll AeHb, HO 3TO He Bcerja
BO3MOXHO (He Be3fle ecTb TOCTUHUIEI). Ecyii BB mpeofiosiesi1 X KUJIOMEeTpPOB 3a
JIeHb, TO wmpag 3a 3TOT AeHb cocTaBUT (200 — x)?. Heo6XOAMMO CILIAHHUPOBATh
Ballle ITyTellecTBUE TakK, YTOOB cymMMa IITpadoB 3a Bce nepee3ibl OKa3ajach MU-
HUMAaJIbHOM.

[Moctpotite 3¢hdeKTUBHBIN aJTOPUTM, KOTOPHI HaXOAUT ONTUMAJIbHBIN Ba-
pUaHT.
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6.3. DddexTUBHBIIN MeHepxep IJIAHNPYeT IIOCTPOUTh HECKOJIbKO HOBBIX pecTopa-
HOB BJ0JIb Iocce. ECTh n BOBMOXHBIX MeCT, Iie MOXXHO [IOCTPOUTh pecTOpaH, Ha
paccToAHuAX my; < m, < ... <m, oT HavaJa mocce. [Ipu aTom:

* B KaxI0OM 13 UMEIOLIUXCSA N MECT MOXHO OTKPHITH He 60oJiee OHOTO pecTopa-
Ha; 1A KaxJoro Mecta 1 < i < n u3BecTHa NpUOHLI p; > 0 OT OTKPBITOTO TaM
pecTopaHa.

+ JoOble Ba pecTopaHa J0JDKHBI HAaXOAUThHCA HA PACCTOSHUU He MeHee k KUJIo-
METPOB, Tie k — MOJIOXKHUTEJIHHOE LIeJI0e YHCJIO.

[Moctpotite 3¢ddeKTUBHBIN aJTOPUTM AJI1 paciéTa MaKCHMaJbHOU 001Iel TpuobI-
JM TIpY 3aJ]AHHBIX YCJIOBUAX.

6.4. Y Bac ecTb cTpoKa s[1...n] IMHBI n, KOTOpas HPeIIOJ0XUTEIBHO COCTaB-
JIeHa U3 PyCCKUX CJIOB, HO 6e3 mpo6eJsioB U MyHKTyaluu (HamnpuMmep, «manapaMa-
Ma»). BBl XOTHTEe MPOBEPUTH 3TO, NCIOJB3Ys CJIOBAPh, JOCTYIMHBIA KaK (PyHKINA
dict(w) = «w — cylecTByIoIee CJI0OBO» co 3HaYeHussMu 0 u 1.

(a) ocTpotiTe aJropyuT™, OCHOBAHHBIN Ha MeTOJle AMHAMHYECKOI'O porpaM-
MHPOBaHUs, KOTOPBIH ONpe/iessieT, MOXHO JI1 CTPOKY s[1...n] pa3éuTh Ha cjioBa
u3 cjoBaps. Bpems pa6otel O(n?) (cunrtaem, uTo obpamieHre K npoleaype dict
Tpebyet Bpemenu O(1)).

(b) MomduiupyiiTe aJTOpUTM TaK, YTOOBI OH BO3Bpallajl OAHO U3 BO3MOX-
HBIX pa3bveHNI Ha CJIOBA, €CJIM CTPOKA 0Ka3ajach KOPPEKTHOM.

6.5. Paccmanoeka ¢uuuex. PaccmorpuM Jocky (Tabymiy), Y KOTOPOil 4 CTpPOKY U
n CTOJIOI[OB U B KaXXJIOM KJIeTKe KOTOPOM HAaNKMCAHO YMCJIO. Y Hac eCcTh 0OJIbIION
3anac ¢uiiek, 1 MBI XOTUM [IOMECTUTb B HEKOTOpHIe KJeTKH 1o ¢umike. Cymma
ynceJI B KJleTKax ¢ GuIKaMu JopkKHa ObITh MakcuMasbHOM. [Ipu 5ToM HeJb3s cTa-
BUTH QUIIKY B KJIETKY, IPAHIYAIINE 10 TOPHU30HTAJI WM BepTUKAH (B COCETHIX
10 MaroHaM KJieTkax QUIIKY CTOSITh MOT'YT).

(a) Ilepeuncmre BCe [OMyCTUMEIE KOHQUeypayuu GuUIeK B OAHOM CTOJIOLE.
[TpaBuUJIa UrpHI ONPEAEIAIT, KaKhe KOHQUTYpPAL MOTYT CTOSITh B COCEIHUX
CTOJIOIax.

(b) TlocTpoiiTe JIMHEHHBIN IO BpEMEHU aJTOPUTM HaXOXJEHUS HaWJIydIllei
PacCTaHOBKY, WCIIOJB3ys JUHAMIYecKoe nporpammupoBanue. (Iloackaska: mom-
3a7]a4¥ COOTBETCTBYIOT JJOCKAM MeHbIIIeH MUPUHEL ¢ 3aJaHHON KoHdUryparue B
nocJieJHeM CToJI01Ie.)

6.6. Orpeie/ M OIepaIvio «yMHOXEHHA» Hal CHMBOJIAMU d, b, ¢ cJle Ayl M 06-
pasom:

a

Qo SQ
o oo o
o Q Q0

C

Hanpumep, ab = b, ba = c. 3ameTnM, 4TO ONMpefeIEHHAsA HAMU ONepalys YMHO-
XKEHUs He SIBJIeTCA HU acCOLMAaTUBHOM, HU KOMMYTaTUBHOIL.
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[Moctpotite 3(PpPeKTUBHBIN aTOPUTM, KOTOPHIN MOJy4aeT CTPOKY, COCTaBJIEH-
HYI0 U3 3THX TPEX cMMBOJIOB (Hampumep, bbbbac) u ompepesisieT, MOXHO J1 B
Hell paccTaBUTh CKOOKU Tak, YTOOHI MOCJe BCeX YMHOXEHUH MoJiyuusioch a. Ha-
npuMep, i1 Bxoaa bbbbac aaroputM A0JDKeH JAaTh MOJIOXKUTEBHBIN OTBET, TaK

xak ((b(bb))(ba))c =a.

6.7. [IayuHdpom YMTaeTCsA OJUHAKOBO CJIeBa HAIpaBO W clipaBa HajieBo. Hampu-
Mep, y nocyienoBaresibHOCTA ACGTGTCAAAATCG ecth noAnocsieJOBaTeJIbHOCTU-
namaapoMbel ACGCA u AAAA (a mognocienoBatebHOCTs ACT maymHAPOMOM He
saBJsieTcs). TlocTpoiiTe aropuTM, MOJYYaKIUI MOC/eA0BaTebHOCTD X[1...n] u
BO3BpAIAI NI JJIMHY CAMOH JUIMHHON TOIOC/Ie/I0BAaTeIbHOCTU-TAJIMH IpoMa (a
TaKXe caMy IOJIIOCJieJOBaTeIbHOCT). BpeMs paboTel ayropuTMa A0DKHO OBITh
o(n?).

6.8. IlycThb 3ajaHbI JiBe CTPOKU X = X1 Xy...X, U Y = Y1 Yo... Y. Heobxoaumo HaliTu
JUMHY Haubobueli obwyeti nodcmpoxu (longest common substring), To ecTb Hau-
Gosbee k, IJ1A KOTOPOTO XX y1++-Xi1k—1 = YjYj41-++Yj+k—1 TIPA HEKOTOPHIX 1 U j.
[NokaxuTe, Kak cZeJiaTh 3TO 3a Bpemsa O(mn).

6.9. IIpencraBuM cebe, 4YTO B HEKOTOPOI cucTeMe IpPOrpaMMUpPOBaHUA pa3pesa-
HMe CTPOKHU Ha YacTU peajM30BaHO C NOMOILbI0 KonupoBaHUsA. OHO 3aHMMaeT
n aroB AJi1 CTPOK JJIMHBL n (He3aBHUCUMO OT O3ULUM pa3pe3a). Mbl XOTUM pas-
pe3aTh 3aJJaHHyI0 CTPOKY B 3aJJaHHBIX MecTax (HO IOpsANOK pa3pe3oB He (UKCHU-
poBaH). CTOMMOCTh 3aBUCUT OT MOPsAAKA: ec/i CTPOKY JIMHEL 20 pa3pe3aTh CHa-
yaJjia B IO3UIUM 3, a NOTOM B no3uiiuu 10, To cyMMapHasA CTOUMOCTh OyZieT paBHa
20+ 17 =37. Ec/m xe pa3pe3arth B TeX Xe O3ULUAX, HO B APYIOM IOpsAJKe, TO
crouMocTb OyzieT MeHbIe: 20 4+ 10 = 30.

[MTocTpoliTe ayropyuT™M, HCHOOJB3YIOMINI AUMHAMUYECKOe IIporpaMMUpPOBaHUe,
KOTOPBIH 1O A/IMHE CTPOKU Y MeCcTaM pa3pe30B HaXOAWUT ONTHUMAJIbHBIN NMOPAI0K
pa3spesaHusl.

6.10. ITodcuém op.sioe. IlycTh ecTh n MOHET U mycTh p; € [0, 1] — BepoATHOCTD
BBINIQJIeHUA -1 MOHeTHl opJioM. IlocTpoiiTe a/ropuT™M, KOTOPHIN MO 3aJaHHBIM
0<k<nwupy,...,p, €[0, 1] Bounc/sieT BEPOATHOCTh TOTO, YTO POBHO k U3 3TUX
MOHET BHITIAJyT OpJioM (MOHETHI TIOAGPACHIBAIOTCA HE3aBUCHUMO). BpeMs paGoThi!
J0JDKHO 6bITh O(n?). CunTaem, 4TO yMHOXeHUe U CJIOXeHHe ducesl Ha OTpesKe
[0, 1] ocymiecTBsieTcs 3a Bpemsa O(1).

6.11. [laHbl CTPOKU X = X1X5...X, U ¥ = ¥1¥9...Yn. Hago HaliTu yMHY Hau-
b6omueli obweti noonocsredosameswHocmu (longest common subsequence), To
ecTb HaHGO{'mmge k,.,ELJ'IH KOTOPOTO X;, Xj, ... Xj = ¥, ¥j,-+-Yj, TIPY HEKOTOPBIX i <
<iy<...<i " j; <jy<...<ji. Bpems paGoThl ayroput™a A0JDKHO GBITE O(mn).

6.12. BeInykJBIi n-yrojibHUK P Ha MJIOCKOCTU 3aJaH KOOpAWHATaMU CBOUX Bep-
muH. Tpuaneymayueti (triangulation) P HaspiBaeTcs Habop u3 n — 3 Hemepece-
Karomuxcsa quaroHasneil P. Tpuanrynanus aesmT P Ha n — 2 HemnepeceKaroIuX-
¢ TpeyrojibHMKa. CTOMMOCTh TPUAHTYJEIIMNA — 3TO CyMMa JJIMH BXOLALIUX B Heé

131y 3ajauy MoxHO pemuth gaxe 3a Bpemsa O(n log? n).
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nuaronarsien. [Toctporite 3¢ ¢heKTUBHBIN aJrOpyUTM AJI1 HAXOXAeHUs TPUAHTYJIA-
uuu P munumasbHOM croumoctu. (Ilofcka3ka: mpoHyMepyiiTe BepIIMHbI P gric-
jamu ot 1 7o n, Ha4aB ¢ MPOU3BOJILHON BepIINHBI U BUTAsCh IPOTUB YaCcOBOH
crperku. Jma 1 <i < j < n ob6osHaubTe yepe3 Ali, j| MUHUMAaJIbHYI0 CTOMMOCTh
TPUAHTYJIALY MHOTOYTOJIbHUKA C BEpPIIMHAMU 1,1+ 1, ..., j.)

6.13. Ha crosie jiexxar B psAf n KapT CTOUMOCTBIO Vi, Vo, ..., V, (CJleBa HaIpaso).
JlBa urpoka 1o ouepeau 6epyT KapThl, IPUUYEM MOXHO OpaTh TOJIBKO KPanlHIOIO
kapty (c /000l CTOPOHBI), A0 TeX IOp, MMOKa He KOHYaTcs Bce KapThl. Kaxapiii
13 UT'POKOB 3alHTEPECOBAH B MaKCHMMAaJIbHON CyMMapHOI CTOMMOCTH B3ATBIX UM
kapT (npezcraBbTe cebe, UTO 3TO Kymiopel). CuuTaiite, 4To n 4ETHO.

(a) Ilokaxwure, yTo XaaHasA crparerus (6paTh Ty U3 KpaHUX KapT, KOTOpas
JIOpOXe) He ONTUMAaJbHA: yXXe IepBHII X0 [0 3TOMY IIpaBUJIy MOXeT [IOMeIaTh
JIOCTHYb ONTUMyMa.

(b) MocTpoiiTe aJrOPUTM OTHICKAHUS ONTUMAJIBHOM CTpaTeruul AJiA MepBOro
urpoka 3a spemsi O(n?). IoJly4uB Ha BXOA V1, ..., V,, JTOPUTM JI0JDKEH ITPOU3BE-
CTH HEKOTOPYI0 «IIpefo6paboTKy» 3a BpeMs O(n?), a BEIYMC/IEHHE KaXJIOTO CJie-
JIyI0Llero Xoja JOJDKHO BHIMOHATHCA 3a O(1) maroB (¢ MCHIOb30BaHUEM COXpa-
HEHHOU UHOopManuu).

6.14. Paspe3zarue mkaHu. ECTb IpAMOYTOJbHBIN KycOK TKaHU X X Y, rme X n Y —
MOJIOXKUTEJIbHEIE TieJible YKcya. M3 9TOM TKaHM MOXHO [eJiaTh N BUJOB U3JeJN;
KaxJioe U3zieJivie BU/IA [ UCIOJb3yeT MPAMOYTOJIbHUK d; X b; ¥ IPUHOCUT JTOXOJ C;
(Bce a;, b;, c; — TOXe MOJIOXKUTEJbHBIE IleJibie yrcia). CTaHOK A pe3KU TKAaHU
yMeeT pe3aTh MPAMOYTOJIbHBIE KYCKU TOJIbKO BOJb UX CTOPOHHI (JI06011). Kakori
MaKCHMaJIbHBIN JJOXOJ MOXHO M3BJleub U3 Kycka X X Y? Bam ayropuTMm oJpkKeH
IIOCTPOUTH ONTHMAaJIbHYIO [TOC/Ie[IoBaTeIbHOCTh pa3pe3oB. (KoymuecTBo uzsemii
He OrpaHNYMBaeTCs — B YACTHOCTU, MOXHO BOBCE He JIeJIaTh U3/Ie/IMI HEKOTOPHIX
BUJIOB.)

6.15. [TycTs mBe KoMaHApl A U1 B urpaioT B cepuu urp (6e3 HUUbUX), ITOKa OJjHa U3
KOMaH/ He BHIMIpaeT n pas. byzieM cuuTarth, 4TO BEPOATHOCTD BHIUTphIa 50% 1
WUrpHl He3aBUCUMBIL. IlycTh Ha JaHHBIY MOMEHT KOMaHa A BeIUTpaJa i Urp, a Ko-
MaHJa B Beiurpasa j urp. Haiijure BepoATHOCTh TOTO, YTO A BBIUTPAET CEPUIO.
(Hampumep, mpu i =n — 1 1 j =n — 3 3Ta BepoATHOCTh paBHa 7/8, Tak KaK eayH-
CTBEHHBI! NMPOUTPHIIIHBIN BaApUaHT — 3TO TPU BHIUTpHIIIA B moap:An.)

6.16. 3adaua o pacnpodadcax (coobwyus Jlomgu 3ade). BockpecHbHIM YTPOM B TOPO-
Jie TPOXOJAT N pacnpoax. Mel 3HaeM V; — BBITOJly OT PACIIPOAAXY i, & TaKxKe d;;j —
CTOMMOCTb TIO€3[KH OT i K j. I3BECTHBI TaKXkKe CTOMMOCTH dy; U d o MOE3IKH OT 110~
Ma [0 pacupojaxu j u odopatHo. HyxHo BeIOpaTh HanboJiee BEITOJHBIN MapuIpyT,
HAUMHAIOMUICA 1 3aKaHYMBAIOIIUECA ¥ IOMA U TO3BOJEIO U [TOCETUTH HEKOTO-
poe 4ncsio pacnpodax. Beiroaa onpefesiieTcs Kak pa3HOCTh MexX Ay oOliell BBITO-
JI0H OT TIOCEIEHHBIX PACHPO/aXX ¥ CTOMMOCTBIO BCEX MOE3/IOK.

[TocTpoiiTe airopyuT™, KOTOPBIM pelIaeT IOCTaBJIEHHYI0 3aJa4y 3a Bpems
O(n22“). (ITopckaska: BCIOMHUTE 33/j7a4y KOMMUBOSTKEpa. )
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6.17. Hayio 3amyiaTuTh v pyOJieli, uMes KymIOphl B X1, X, ..., X, PyOJseil (Kymop
KaXXJIOT'O THIIA CKOJIBKO YTOJHO). DTO He BCEraa BOZMOXHO (CKaxeM, KYITIpaMu B
10 u 25 py0GJieli MOXHO 3alJaTUTh 45 pyOJieli, HO He 47 1 He 15).

[MocTpoliiTe OCHOBAHHBIN HA MeTOAe AMHAMUYECKOr0 IPOrPaMMUPOBAHUA aJT-
TOPUTM CO BpeMeHeM paboTsl O(nv), BRIACHAIOLINE, BO3MOXHA JIM yILjaTa.

6.18. Kak pemuth npefpiayilyio 3anaqy (ynpaxHeHue 6.17), ecim kax/aas KyIo-
pa uMmeeTcsA B eJUHCTBEHHOM 3Kk3eMIuiipe? (Hampumep, kymtopamu B 1, 5, 10, 20
py0OJsieit MOXHO 3ammatTuTh 16 =1+ 5+ 10 u 31 =1 + 10 + 20 py6seii, HO He 40
(ze xBaTuT feHer). Bpemst paGoTel asroputMa mo-npexuaemy O(nv).

6.19. Emié omuH BapuaHT TOH Xe 3aqauu (ynpaxHeHue 6.17): KyImop Kax10To TU-
a CKOJIbKO YTOJJHO, HO BCETO pa3peliaeTcs UCI0Jb30BaTh He 6ostee k kymop. (Ha-
pUMep, ecJi ecTh Kymiopsl B 5 u 10 py6Jeit, a k = 6, T0 55 pa3MeHATh MOXHO,
a 65 —HerT).

6.20. OnmumaHoe 08oUUHOe Oepedo nouckd. HaMm M3BeCTHBI YaCTOTHI MOSABJIEHUS
KJIOYEBHIX CJIOB B HEKOTOPOU IMPOrpaMmMe, TO eCTh JlaHa TabJmila BPOAe TaKOM:

begin 5%
do 40%
else 8%
end 4%
if 10%
then 10%

while 23%

MBI XOTUM IOCTPOUTH ABOMYHOE JIEPEBO IIOKCKA: B BepIIMHAX CTOAT KJIoye-
Bble CJIOBA, KJIOUYEBOE CJIOBO B KaXXJIOU BeplInHe JieKcuKorpaduiecku Oosiblie
BCeX CJIOB B JIEBOM IOJilepeBe U MeHbllle BCeX CJIOB B IIpaBOM IOAJiepeBe.

CrneBa Ha puc. 6.12 npuBenéH npuMep cOaIAHCPOBAHHOTO JiepeBa, B KOTO-
poM Jro60€e CJI0BO MOXXHO HalTH, OCETHB He Gojiee TpEx BepmuH (s «while»
3TO BepmuHH «end», «then» u «while»). Ho ecm cyioBa BcTpevaroTcs ¢ pa3HOM
JaCcTOTOM, pasyMHO MUHUMH3UPOBATh cpedHee KOUiecmaeo CpagHeHUTl I IIOUC-
Ka cjoBa. [ly11 fiepeBa cjieBa OHO paBHO

cost =1-(0,04)+2-(0,40+0,10) + 3 - (0,05 + 0,08 + 0,10 + 0,23) = 2,42.

OnTrMaJibHOE C 3TOM TOYKHU 3PEHUs JIePeBO MTOKa3aHo crnpasa (cost = 2,18).
[Moctpotite 3¢dDeKTUBHBIN aJTOPUTM [T CJIeAyI0 el 3aJauu.

Bx00: CIIICOK U3 N CJIOB B aJihaBUTHOM IOPAAKE; YaCTOTH MX MOSBJIEHUA B
TeKcTe (Pq, Pos «-+> Pn)-

Bbix0d: IBOMYHOE [iepeBO MOMCKA C HAUMEHBUINM CPeIHUM KOJITYECTBOM
CpaBHEHUI.

6.21. BepwiunHbim nokpsimuem (vertex cover) rpada G = (V, E) Ha3bIBae€TCA MHO-
XKeCTBO ero BeptInH S C V, KOTOpoe cOepKUT XOTs Obl OMH KOHeI] KaXX Joro peb-
pa rpada. Hampumep, Ha pucyHke mHOXectBa {A, B, C,D,E,F, G} u {A, C, D, F}
SABJIIIOTCA BEPUIMHHBIMU TOKpHTHAMY, a {C, E, F} — HeT. Pa3aMep HauMeHbIIIEro
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Puc. 6.12. /IBonuHble AepeBbA MOMCKA KJHOYEBBIX CJIOB

BEPIIMHHOIO MOKPHITHSA paBeH 3 (o[uH U3 BapuanTos: {B, E, G}).

[TocTpoiiTe JMHENHBIHN a/TOPUTM JJIA CJleAyIolel 3aaauu:

Bx00: HeopuenTupoBanHoe aepeso T = (V, E).
Bblx00: pa3Mep HarMeHbIIEro BEPIIMHHOTO MOKPHITHsA AepeBa T .

6.22. TlocTpoiiTe aJropuTM co BpeMeHeM pa6otsl O(nt) A clieyolieii 3a4auu.

Bx00: ciCOK MOJIOXUTEJIbHBIX IeJIbIX Yhcesid,, dy, ..., d,; IOJIOXUTeJIbHOe
mesoe t.
Bonpoc: MOXHO /1 IpeACTaBUTh t KaK CyMMY HEKOTOPBIX U3 dy, dy, ..., d,?

KaxJioe a; pa3peliaeTcs UCIOJb30BaTh He 6oJiee 0JHOTO pa3a (MOXHO He
KCIIOJIb30BaTh BOOOIIE).

(TTomckaska: pacCMOTPHTE MOA3ANAYM «MOXKHO JIM MPEACTABUTH S KaK CyMMY
HEKOTOPHBIX U3 dy, dy, ..., d;».)

6.23. O6paboTka 13Ae/Mi BBINOJHAETCA B n MIAroB; IIar i BHIOJHAETCA Mallu-
HOM M;. MamwuHa M; ucnpaBHa C BEpOSTHOCTbIO 7; (BEpPOATHOCTh c6Osl paBHA
1 —r;). COou MamuH ABJIOTCA HE3aBUCUMBIMU COOBITUAMU, U BEPOSITHOCTD KOP-
PeKTHOL1 0TpabOTKU Bceli cCTeMbl paBHA IPOU3BEIEHUIO 11Ty ...T,,. J7I OoBHIIIIe-
HUA HAZAEXKHOCTU MOXHO KYIUTh m; WITYK MAIIMHBL M;; HaM JOCTaTOYHO, YTOOBI
X0Ts OBl OfHA U3 HUX cpaboTasa. BepoATHOCTH TOro, 4TO BCe m; AaAyT cOOM of-
HOBpEMEHHO, Terepb paBHa (1 — r;)™, TO eCTh BEPOSTHOCTh KOPPEKTHOTO 3aBEP-
menHwus mara cocrasysieT 1 — (1 — r;)™, a BEpOSTHOCTh MPaBUIbHOM pabOTH BCek

n

CHCTEMBI — ]_[(1 — (1 —r;)™). CToMMOCTb OHO¥ MalIMHEI M; paBHa c;, a OOIIMii
i=1

010/pKeT Ha MOKYIIKY BceX MalluH paBeH B (¢; u B ABJIIOTCA MOJIOXKUTEbHBIMU
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Hesivu ancyiamu). [lpu 3ajaHHbIX napameTtpax B, rq, ..., 'y U Cq, ..., C, HAHAUTE
BapUaHT C MaKCHMaJIbHOU BEPOATHOCTbIO KOPPEKTHO paboThHI.

6.24. Bpema u namams @ OUHAMUYECKOM NPOZPAMMUPOBAHUU. PaccMOTpeHHBIH
HaMU aJTOPUTM BBIUMCJIEHUA PACCTOSHMA peJaKTUPOBaHUA CTPOK JJMHBI M U n
3anoJHser Tabsmiry pasmepa O(mn). [Ipy GOJBIINX M U N TAKOMY aJTOPUTMY ITPO-
CTO He XBAaTUT maMATU. Kak MOXHO 000UTHUCh MEHBIINM 0O0bEMOM MTAMSATU?

(a) HomycTuMm, YTO HAaC UHTEPECYET TOJIHKO PACCTOsIHUE PeJaKTHPOBAHUs, HO
He COOTBETCTBYIOIIee ONTHUMAaJIbHOE BhIpaBHUBaHUeE. [I0KaXXuTe, YTO TOTA B KaX-
B MOMEHT He HyXHO XpaHUTh BCI0 TabjmMIly ¥ MOXHO 000HTHCh 00BbEMOM Ha-
matu O(n).

(b) Tenepp momycTHM, YTO MBI XOTUM HaWTH U ONTUMAaJIbHOEe BHIpaBHUBAaHUE.
Kak MBI BHZIEJM, 3TO 3KBHUBAJIEHTHO TMOWMCKY KpaTYaHWIIero myTd W3 BepIINHBI
(0, 0) B Bepuinuy (n, m) B cOOTBeTCTBYIOIIEM rpade. Jo6oi Takoi MyTh JOJDKEH
[IPOXOMTh Yepe3 BepiuHy (k, m/2) mst Hekotoporo k. Momuduiupyiite amro-
PHUTM TOVICKA PACCTOAHUA PeJaK TUPOBAHUS, YTOOBI OH 3a0AHO BhifaBaa u k. (Cuu-
TaKlTe, YTO M €CTb CTEIEeHb JBONKM.)

(c) PaccMmoTpuM Tereps CJleAyIOMNI pEKYPCUBHBIN aTOPUTM.
dymxmma FINDPATH((0, 0) — (n, m))

BhgucuTs K (cM. Bbie)

FINDPATH((0, 0) — (k, m/2))

FINDPATH((k, m/2) — (n, m))

BepHyTb ObbelVHEHNe HANNEHHHX OBYX IyTei

[TokaxuTe, YTO MO JAHHOU CXEMe aJTOPHUTM MOXHO PeayM30BaTh TaK, YTOOHI
BpeMsi ero paboThl 66110 O(nm), a mamAts — O(n).

6.25. PaccmoTpuM cilellyloIyo 3a/auyy o pa3breHuN Ha Tpu yacTu (3-partition).
Heob6xomuMo pa3buTtb HaOOP 1eJIbIX Yucesdy, ..., d, Ha TPU 4acCTU TaK, YTOOH CyM-
MBI YKCes B KaXJIOM 13 yacTell OBl OTHAKOBHI. JIpyrMU CJIOBaMH, MBI XOTUM
paséuts MHOXeCTBO {1, ..., n} Ha Tpu uactu I, J, K Tak, 4To
n
_ _ 1
a; = aj = ai = § a;.
i€l jeJ keK i=1
Hanpumep, natop (1, 2, 3, 4, 4, 5, 8) pas6outs moxuo: (1, 8), (4, 5), (2, 3, 4), a Ha-
6op (2, 2, 3, 5) Hesb3s.
[MocTpoliTe asropuTM, OCHOBAHHBIN Ha MeToJle AUHAMUYECKOTO IPOrpaMMMU-

POBaHMs, CO BpeMeHeM paboThl, 3aBUCAIIMM MOJMHOMHAJbHO OT N U Y. ;.
i
6.26. BvipagHuagaHue nocstedogamestbHocmeti. UTOOH MOHATH, 32 YTO OTBEYaeT HO-

BBIU HaliJIeHHBIN TeH, B 6a3e JAaHHBIX UIYT IIOX0XHe reHbl. Kpureprem moxoxe-
CTU ABJEIETCA TO, HACKOJBKO XOPOILIO OHU MOTYT OBITh GblpOGHEHbL. ByJileM cuuTaTh
redsl cjoBamu B asipaBute X = {A, C, G, T}. BoipaBuuBanuem reioB x = ATGCC
u y = TACGCA 6yzmeT ux pacroJioxkeHue Opyr HaJ JApyTOM:

- A T - G C C
T A - C G C A
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CumMmBON «—» obo3HavaeT mpomyck (gap). [TopsAmok coxpaHAeTcsA, M KaX bl
cTosider] JOJDKEH cofepXaTh JMOO ABa CHMBOJA, JMOO CMMBOJ U Ipomyck. Ka-
4yecTBO BBIPAaBHUBAHUA oOllpefiesisieTcsa Tabymiel CTouMOCTell 3aMeH pa3Mepa
(2] + 1) x (|=] + 1) (momosmHuUTebHBIE CTPOKA M CTOJIOEI] COOTBETCTBYIOT IIPO-
mycky). Hampumep, KauecTBO pacCMOTPEHHOTO BhIlIlE BHIPaBHUBAHUA PABHO

o(—,T)+o(A A)+0o(T,-)+0(—,C)+0(G,G)+o(C,C)+ o(C, A).

[ToCcTpOITE arOpUTM, MCIOJb3YIOIUN JUHAMUYECKOe IPOrpaMMUPOBaHUE, KO-
TOPBI M0 BXOAHBIM cjioBaM Xx[1...n] u y[1...m] u Tabymiie croumocTteii o Ha-
xo/UT 3a Bpems O(mn) Hawydllee Bl paBHUBAHHUE,

6.27. BoipasHugaHus co wmpagom 3a nponycku. BUOIOrMYecKuil CMBICJI IPOMIyC-
KOB IIpU IIOKCKe ONTHMAaJbHOIO BhIpaBHHUBaHUA (ynpaxHeHUe 6.26) — omnoOKY,
Bo3HUKatwome npu konuposanuu [HK. [Ipu TakoM KONMMpPOBAHUU MOTYT IpO-
MycKaTbCs CKopee lLiesble KyCcKH, YeM OT[esbHble OYKBBI, Tak 4To mTpad 3a Mmpo-
nyck fymHel 10 gospkeH OBITh 3HAYMTEJIbHO MeHbIle, YeM AeCATUKpaTHBIN mTpad
3a oauH mponyck. [Tosoxum mTpad 3a MPOIyCK JUIMHEL kK paBHBIM c, + ¢k, rae
Co Y1 ¢; — KOHCTaHTH! (U ¢y > ¢;). Kak Toraa nckaTh Hawlydlllee BHIpaBHUBaHUE?

6.28. JlokaHoe BblpagHUBaHUe nocsiedogameswHocmeti. YacTo ABe mocjeoBa-
tesbHOCTU [JHK cubHO pasmualoTcs, HO IpU 3TOM COZEpXaT KYCKU, KOTOphIe
oueHb Moxoxu. [TocTpoiiTe aJropuTM, KOTOPHBIU MOJydyaeT Ha BXO[ AB€ CTPOKU
x[1...n] u y[1...m] u maTrpuny crouMocteii 3ameH o (cM. yrmpaxHeHue 6.26) u
HaXOUT IIOJACTPOKU X’ U ¥’ CTPOK X U ¥, MAKCHMAaJIbHO ITOX0XHKeE OPYT Ha ApyTra B
OIKICAHHOM CMBICJIe. BpeMst paboThI ayropruT™Ma JOJDKHO ObITE O(mn).

6.29. Kycku eeroma. Ilpu novicke y4acTKOB reHOMa, IIOXOXKUX Ha JaHHBIHN r'eH, MO-
KeT ObITh TOJIe3HA CJie/ylolias 3ajava. [IycTh JaH HaGOp «YaCTUYHBIX COBIAJIe-
HUI» B TeHOMe JIMHBI 11, TO ecTh Tpoek (I, r;, w;), rae 1 < [; < r; < n 3a7ai0T OT-
pesok coBmajenus [1;, r;], a w; — Bec coBnaaenus. HeoGxoaumMo BEOpATh U3 HETO
CeMeHCTBO YaCTUYHBIX COBIAJIEHUI C HEIIEPECEKAIIUMMUCS OTPE3KAMU U MaKCH-
MaJIbHbIM CyMMAapHBIM BECOM.

6.30. BoccmaroagJieHue Oepeadbes 330 moyuul. Ecim B reHoMe I HECKOJIbKUX BUZIOB
BCTPEYAKTCA pa3Hble BAPUAHTHI OJHOI0 U TOT'O JKe reHa, MOXHO MBITaThCsA PEKOH-
CTPYMPOBaTh JEPEBO 3BOJIOIMH, UCXOsl U3 TOTO, YTO T'€Hbl MEHSUIChH [TOCTENEH-
HO BJ0JIb 3TOTO fiepeBa. Bynem cunTtaTh, UTO U1 KaXJIOTO BUa UMEETCs Bapu-
aHT reHa, IpeACTaBJAIIUI o060l CTPOKY JymHbl k B andasute . = {A, C, G, T}.

ATTC AGTC CGCG AGGA ATCA
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HcTtopuio 3Bomonmu Oy/ieM MPeACTaBJETh NEPEBOM, B JIMCTHSIX KOTOPOT'O CTOSIT
BU/IbI, 3 BHYTPEHHNE BEPIINHBI COOTBETCTBYIOT UX OOILIMM 3BOJIOLIMOHHBIM Ipe/i-
kaMm. Hanpumep, Ha pucyHKe npefcTaBJieH BO3MOXHBIN X0/ 9BOJIOLINH, Koraa 00-
1 BUA-TIpeJIOK pa3fe/iics Ha /IBa, KaXOpIl U3 HUX TOXe pa3fesmiica Ha /Ba, a
13 MOJIyYeHHbIX YeTHIPEX BUIOB OAWH (CaMbIl JIEBBIM Ha PUCYHKE) TakXe pasje-
JIAJICAL

Ipunyun makcumambHOU npocmomsl MpeJjaraeT UCKaTh JepeBO U CTPOKU B
ero BeplIMHAaX, P KOTOPBIX oOlllee KOJMYeCTBO U3MeHeHUl B/I0Jb Bcex pédep
MHHUMAaJbHO. Takoe JilepeBo UCKaTh JOBOJIbHO CJIOXKHO, 1 MBI pacCMOTpPUM OoJiee
MPOCTO BapuaHT 3aJauu: MyCTh CTPYKTypa JepeBa yXe M3BECTHA, a HAJ0 HalTU
cTpoku s(u) 1A BCeX BHYTPEHHUX BepIIUH U (BapyaHThI T'eHa )1 3BOJIOIIMOHHBIX
MPEJIKOB). DTO TOXeE CTPOKU JUMHBI k. [Ipy 3TOM HaJl0 MUHUMHU3UPOBATh BEJ-
YUHY

score(T) = Z (umcsio mo3unui, B KOTOphixX s(u) u s(v) pasmyaroTcs).
(u,v)€E(T)
(a) B mpuBe€HHOM BHIIIE NPUMeEPE €CTh HECKOJIbKO ONTUMAaJIbHBIX BapHaH-
TOB; YKQXXUTE OIUH U3 HUX.
(b) Toctpoitte >hbeKTUBHBIN (B CMBICTIE OIEHKM BpeMeEHHU Kak (yHKIUU

n u k) aqroputMm 1A JaHHOM 3amaun. (IToAckaska: GYKBBI B PAa3HBIX MO3UIUSIX
MOXHO 06pabaTeiBaTh He3aBHCHUMO. )



I'masa 7
JIiHeMHOe MporpaMMHUpPOBaHMNE
U CBOIAINIMECSA K HeEMY 3a4a4u

MpsI yxe BCTpedyamch ¢ pa3HbIMU 3aJjlauaMy onmumMu3ayuu, Korja ucKaam Kpam-
yauwuldl NyTh, MUHUMATbHOE TOKPHIBAKOIee AepeBO, HaubObULYyl0 BO3pacTa-
11y10 IOOCsIeIoBaTeIbHOCTD U TaK Jajiee. B Takux 3ajjauax Mbl UilleM pellleHue,
KOTOpoe

* YIOBJIETBOpPSIeT ONpe/ieIEeHHBIM OrpaHN4YeHusAM (IIyThb JOJDKEH IIPOXOJUTh IO
pébpam rpadpa u BecTy U3 S B t, iepeBO JOJDKHO COAEpXKaTh BCe BepIINHEI rpa-
(a, moanocsief0BaTEIbHOCTD JOJDKHA OBITh BO3pacTalolieli);

* fABJEIeTCA HAWIyYIINM Cpely BCeX TaKUX pelleHuil (coryjacHo BbIOpaHHOMY

KPUTEpUIO).

3adaua suHeliHO20 NpocpamMMUpPOBGAHUA BO3HUKAET, e/ OrpaHNYeHUs 3aja-
I0TCA JIUHEUHbIMU HepaseHcmaamu, a IesieBas GyHKIMA (KOTOPYI HaJo CesaTh
MaKCUMAaJIbHOM WJI1 MUHUMAJIbHON) JiuHeliHa. K TakoMy BUAYy MOXHO IPHUBECTU
MHOT'O Pa3HBIX 3a7a4.

I'71aBa paszienieHa Ha HECKOJIbKO YacTell, KOTOPbIe MOXXHO YUTATh 10 OT/IeJIbHO-
CTH, YIUTHIBAA CJIeyIoIIyie 3aBUCUMOCTH:

IIOTOKU U
napocoueTaHus
BBeJleHHE B JITHEHOe .
> IBOVICTBEHHOCTH WUTPHI
IIporpaMMHpOBaHUe

CHUMIIJIEKC-METOQ

7.1. BBeieHMe B JIMHEHHOE IPOrpaMMHpOBaHUe
B 3apaue ymHeliHOrO nporpammMuposanus (JIIT) ects HabOp nepeMeHHBIX, U HyX-
HO NPUCBOUTH UM BellleCTBEHHbIe 3HaUeHN,

+ cobymofiasa orpaHUyYeHus, MpeacTaBsomIe coo0oll Habop JMHENHBIX ypaBHe-
HU WM HEPaBeHCTB C 3TUMU [lepeMeHHBIMU, U

* MaKCHMU3UPYs WM MUHUMU3UPYS (IIPYU 3TUX OTPAaHUYEHNSX) NAHHYIO JITHE-
HYIO I1eJIeByI0 QYHKIIHIO.
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7.1.1. TIpuMep: MaKCUMHU3aIUA NMPUOBLIHI

Konpgurtepckasa npousBoauT ABa coprta mokonana—A u b. [IrmTka miokomama A
crout 1 Tyrpuk, a mokosaga b — 6 Tyrpukos. CKoJbKo IMTOK copToB A u b (060-
3HAYMM 5TU YUCJIA X; U X,) HYXHO eXeJHeBHO IPOM3BOAUTD, YTOOB MaKCUMU3U-
poBaTh NPUOHITH?

OrpaHuveHus (IOMUMO OYEBUIHBIX Xq, X5 = 0):

(1) exxemHeBHbIH cripoc orpaHuyeH 200 mmTtkamu A u 300 mmtkamu b;

(2) exxenmHeBHOE TPOM3BOACTBO He GoJbire 400 MmMTOK (BCero) B AeHb.
KaxoBsl onTMasibHble 00bEMBI IIPOU3BOJICTBA?

3Ty 3alaqy MOXHO 3alurcaTb Tak:

nesieBasg QyHKINA x; + 6x, — max
x; <200

300

400

0

/

X
orpaHn4eHuA
X1 +Xx 2

A\ R/A/A\

X1, X2

Takas 3anuch Has3bIBaeTCA «3aJavyell JMHEWHOro IPOrpaMMUPOBAHUS» WJIA
«JIMHEHHOU MporpaMmoi» (OyKBaJIbHBIA MepeBOf aHIJIMICKOro TepMHuHA linear
program); B IocJiejHee BpeMs BTOPOE BapHUaHT HCIOJIb3yeTcs JOBOJIBHO YacTo,
HECMOTPS Ha TO YTO MO-PYCCKU 3TO 3BYYUT CTPAHHO.

3Hauenus (x;, X,) ONpPeNesSIOT TOUKY Ha KOOPAMHATHOM MJIOCKOCTH; JIMHEMH-
HOe ypaBHeHHe 33JaéT MpsMYyI0, a OrpaHUYeHNe B BHE JMHEHOTO HepaBeH-
CTBa — ITOJIYTIJIOCKOCTh. UTOOH y4ecTh Bce OrpaHUYeHHs, HaZl0o HallTH Iepeceye-
HIe 3THX ITOJIYIJIOCKOCTEM, U MOJIyIUTCA MHOXECTBO BCeX 0ONyCmuMblX peuleHul
(feasible solutions) 3To#1 3afauu, B JAHHOM CJIy4ae BBINYKJIBIH MHOT'OYTOJIbHUK
(puc. 7.1).

Puc. 7.1 (a) MHoXxecTBO momycTuMbIX petneHutii. (b) [TokasaHsl npsambie Xx; + 6x, = ¢, 3a-
JAIoIIrie TOYKY C BBIPYYKOH C, U1 HECKOJIbKUX 3HAYEHMUH C.

@ x d) x

TOYKa ONTHMAaJbHOH BHI-
pyuku: 1900 TyrpukoB

400 400
300 300
200 200

100 100

0 100 200 300 400 0
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B sTOM MHOroyrojbHUKe MBI HIIeM TOYKY, B KOTOpOH IiejieBas (QyHKI[HA
(BBIpyuka) MakcumaybHa. TOYKHA € BBIPYYKOH B ¢ pyOJiel JiexxaT Ha HpsAMOU
X, + 6x, = c, KOTOpas UMeeT yrjioBoil koaddurent —1/6 (cm. puc. 7.1). Ilpu
YBEeJIMYEeHUHU ¢ 3Ta «IIpsAMasi BEIPYYKU» CABUTAeTCs BBEPX NapaJUle/lbHO caMo ce-
6e. MBI XOTUM MaKCUMU3UPOBATh ¢, [I03TOMY AOJDKHEI CABUHYTH IpAMYyI0 (coxpa-
HAA IepeceyeHre ¢ MHOI'OYTOJIbHUKOM) Kak MOXHO Jasbiie. Ha pucyHke BUIHO
HCKOMOe I10JIOXeHMe IPAMOL: OHa llepecekaeT MHOTOYTOJIbHUK B BeplinHe (1 ec-
J1 elé No/IBUHYTbh, llepeceueHye nponafeT). Ecym 6b1 k03dduiirieHTH B 11eJieBoi
$yHK1IMM 6BLM OBl APYTHMU, BMECTO ONTHUMAaJbHOU TOYKU MOIJIO OBl OJyYUThCSA
I[eJioe ONTUMaJbHOe peGpo: 5T0 03HAYasIo OBI, YTO €CTh Iiesblil OTPe30K BapuaH-
TOB, TJle JOCTUraeTcss ONTUMYM (1 KpaliHUMM M3 HUX OB/ Obl BEPIIKHEL).

Ecym makcuMyM focturaercs, To (Kak Mbl YBUUM), OH JOCTUTaeTCs B HEKO-
Topo¥ BepuirHe. Ho MakcuMyma MoxeT He ObITh, U AaXe II0 JBYM IpHYMHaM:

1) orpaHuYeH s HaCTOJIbKO CUJIbHBIE, YTO BCE UX BHIIIOJHUTH HEBO3MOXHO, Ha-
npuMep,
x<1, x=2
B 3TOM CJIy4yae roBOPAT, YTO JMHeWHasA IporpaMMa HecoGMeCcmHa N HeGbLNoJTHU-
ma (infeasible);
2) orpaHU4YeHUs HACTOJIbKO cJiabble, YTO BO3MOXHBI NPOU3BOJIBHO OoJbIINe
3HaYeHUA IeJieBOH QYHKLUMH, HapuMep, Tak OyAeT IJ11 IporpaMMbl
X7 + X9 — max
X 1> X 2 2 O

B 3TOM cjlyuae rOBOPAT 0 HeoepaHuyeHHoll (unbounded) JmHelHO mporpaMme.

PEIEHUE 3AJAU JMHEMHOTO [TPOIPAMMUPOBAHYS

ToBOps 0O peleHnH 3a1a4 JMHEAHOTO MPOrpaMMHPOBaHNA, Mbl IMEEM B BUIY I10-
HICK TOYKH ONITUMyMa. DTO MOXHO JIeJIaTh C TIOMOIIBIO CUMITeKC-Memoda (simplex
method), n3obperénnoro xopmkeMm HdaniuroM B 1947 rogy. Mbl U3710XUM €r0 B
paszese 7.6, B OOIIMX YepTax ero MOXHO OIMKCaTh TaK: aJTOPUTM HauyMHAET pa-
60Ty B BepllrHe — B HaIlleM cJIyuae 3T0 MoxeT ObiTh (0, 0) — 1 Ha KaXOM IIare
MBITAETCA MEPEUTH 110 peGpy B COCEHIOI0 BEPIIUHY C JIyYIINM LIeJIEBBIM 3HAYeHH-
eM. BOoT BO3MOXHAas TPAaeKTOPUSA B HAIIIEM [IPUMEPE:

BoIpyuka 1900 Tyrpukos
300

200 1400 TyrprukoB

100

O TYrpUKOB ¢ 200 TyrpukoB
0 100 200
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CuMIIeKc-MeTo/1 3aBepiaeT paboTy U 0ObABJAET TEKYIIYI0 BEpIIMHY ONTH-
MaJIbHO, ecjM JIydlllero cocefja HeT. [loueMy 3Ta JlokabHaA IpoBepKa rapaHTu-
pyeT &/tobabHyto (He TOJbKO cpelii cocefiell) onTUMasbHOCTh? [IpencraBbTe cebe
NpAMYI0 BBIPYYKH, IPOXOAIIYI0 UYepe3 JaHHYI0 BepmuHy. Ecm Bce coceau Bep-
IIMHBL JIeXaT HIKe 3TOH IMpsAMOMN, TO M OCTajlbHasA 4acTh (BBIITYKJIOIO) MHOIO-
yroJbHMKA JJOIYCTUMBIX pelIeHUH ToXe OyJieT HIKe.

JIOTTOJIHUTEJIbHBIE TOBAPbBI

He ocranaB/mBasch Ha [OCTUTHYTOM, KOHAUTEpPCKasd HauMHaeT NPOU3BOJCTBO
TpeTbero copta mokoyaga (B) «mpemuym-kiacca», 1o 13 TYIrpuKOB 3a ILJIATKY.
Torpa exxefHeBHBIN BBHINYCK OIKCBIBAaeTCs TPOMKOH 4MCeJ Xq, Xq, X3 (71 TPEX
coptoB). IIpexHue orpaHr4eHus Ha X; U X, COXPaHAIOTCS, HO B OrpaHu4eHue Ha
0oOIIMI BBHIIIYCK Tenlepb BKJIOYAETCA U X3: CyMMa BCeX TPEX IepeMeHHHBIX He MO-
xeT npesbimaTh 400. KpoMe Toro, okaseiBaeTcs, 4TO yakoBKka i1 B BTpoe 6outee
TpyHoéMKasd, 4yeM 1A B, 1 3To Hajlaraer elié ogHo orpaHuyYeHue X, + 3x5 < 600.
KakoBrwl onTuMabHbIE 00BEMBI TPOM3BOICTBA TENEPh?
Bo3Hukaet 3agava:

Xq + 6x5 + 13x3 — max

X, <200
X, <300
x1 + Xy + x5 <400
X, + 3x3 < 600
X1, X9, X320

B Hell IpoCTpPaHCTBO pellleHUi TpéxMepHoe. JIiHeliHOe ypaBHeHHe 3aaéT I1JI0C-
KOCTb B TPEXMEPHOM IIPOCTPAHCTBE, & HEPABEHCTBO — MOJIyIIPOCTPAHCTBO IO Of-
HY CTOPOHY OT IJIOCKOCTH. MHOXeCTBO JIONYyCTUMEBIX pellleHUi — [lepecedeHre ce-
MM IOJIyIPOCTPAHCTB — ABJEIETCSA MHOTOIPaHHUKOM (puc. 7.2; Iy HarsgHOCTU
Macmtab 1Mo ocu x; Ha pUCyHKe yBeymueH). MoxeTe Ji1 Bbl ONpeNe/Th M0 PU-
CYHKY, KaKoe HepaBeHCTBO K KaKOH rpaHHd OTHOCUTCA?

Bripyuka ¢ cOOTBETCTBYeET ILJIOCKOCTHU X, + 6X5 + 13x5 = c. IIpu yBesmueHuu c
IIJIOCKOCTh BBEIPYUYKU CABUTAETCs NapasulesbHO caMoll ceGe (B CTOpOHY yBesmde-
HUA [IepeMeHHBIX), [TI0Ka He IlepecTaHeT 3a/ileBaTb MHOXeCTBO JONYCTUMEIX pellle-
Huil. TocseHeit Toukoit nepeceyenus Oynet Bepuiuua (0, 300, 100) ¢ onTuMasb-
HOU BeIpyukoil 3100 TYyTpUKOB.

Kaxk Tyt pa6oTaeT cumiiekc-MeToA? Kak 1 paHbllle, OH EPEXOAUT OT Bepll-
HBI K BeplIrHe N0 pé6paM MHOTOI'DaHHHUKA, KX/ pa3 yBeJIMYUBas BEIPYUKY.
Bo3MmoxHas TpaeKTopus MOKa3aHa CTpeJIkaMi Ha pUCYHKe 7.2 U COOTBETCTBYyeT
CJIeQyIoIel Moc/ieJOBaTEIbHOCTY BepIIVH (B KBaJPAaTHEIX CKOOKAX yKa3aH JI0XO0[
B 9TOM BepIInHE):

(0,0,0)  (200,0,0)  (200,200,0)  (200,0,200) (0,300, 100)
[0] —  [200] —  [1400] [2800] [3100]

Joiag 10 BEPIIMHEI, TAe HET JIy4yllIero cocelia, aJTOPUTM OCTaHABJIMBAETCA U
coo011aeT, YTO AOCTUT MaKCUMyMa. 113 reoMeTpuYecKuXx coOOpakeHU sICHO, YTO
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Puc. 7.2. MHOrorpaHHUK JIONyCTUMBIX peIIeHUi U 3a/iauy JIMHEHHOro IporpaMMypoBa-
HUA ¢ TpeMs [lepeMeHHBIMU.

X

OIITUMYM

eCcJI Bce COCell BEPIIMHBI JieXaT 110 OHY CTOPOHY OT IIJIOCKOCTU BBIPYYKH, TaM
e JOJDKEeH JieXkaTh U BeCb MHOI'OTpaHHUK.

HemHoro marun

VYoemutbes, uro Touka (0, 300, 100) ¢ obmiert Beipyukoii 3100 omTuMabHa,
MOXHO TaK: CJIO)KHTe BTOpOe HepaBeHCTBO C TPeTbUM U NpUbOaBbTe K HUM YeT-
BEpTOE, yMHOXeHHOoe Ha 4. IlosyunTcsa HepaBeHCTBO X; + 6x, + 13x3 < 3100,
IIOKa3bIBaloIIlee, YTO BBIPyYKa He MoXeT IpeBricuTh 3100, Tak YTo Hallle pelie-
HUe ONTUMAaJIbHO.

Ho oTkyma e Mbl B3sum 3araouHbie Koaddunvents: (0, 1, 1, 4), ¢ KOTOpbI-
MM HaJl0 CKJIapIBaTh YeThlpe HepaBeHCTBa?

B paspesie 7.4 MBI yBUM, YTO UX MOXHO IOJIyYUTh, PELINB APYI'yI0 3aaqy
JITHEHOr'0 MPOrpaMMIPOBaHUsA, Ha3bIBAEMYIO 0B0LiCMEeHHOl K NCXOAHOM.

Yro GymeT, ec/m 100ABUTh YeTBEPTHIN COPT IIoKosaAa (MM ellé COTHU COp-
TOB)? KapTHUHKY TyT yXe He HapuCyelllb, HO CUMILIIEKC-METO/] IO-pexXxHeMy pabo-
TaeT (cM. pa3gen 7.6). EcTb nmporpaMMHBIE POAYKTHI, PEAM3YIONINE CUMILIIEKC-
MeTon (1 3ab0TAIMecs 0 BCAKUX TOAPOOHOCTAX, TUIA OMINOOK OKPYTJIEHUS), TaK
YTO Ha MPaKTHUKe OBIBAET JOCTATOYHO IMPE/ICTABUTH 3a/laqy B BUE 3a4aYul JITHEH-
HOT'0 IPOrpaMMUPOBaHUA.
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7.1.2. TIpuMep: NyIaHMPOBaHUE MPOU3BOICTBA

PaccmoTpum Gonee 3amyTaHHBIN IpHUMep U yOeauMcs, 4YTo U 34ech 3afjaua CBOUT-
¢A K JMHEWHOMY NporpaMMupoBaHuio. [TycTs Hama KOMIIaHWs ITPOU3BOANUT KOB-
PBL py4HOI paboTel. Copoc Ha HUX B pasHble MecAIbl pa3Hbil. Mbl I1aHHpyeM
paboTy Ha cyieAyIoIui roJl ¥ NCXOAMM U3 OLleHKH CIpoca I BceX MecALeB: 3TO
JBeHaUaTh uucesid,, d,, ..., dj5 B AuamasoHe ot 440 go 920.

B Hauarse roga B komnaHuu 30 pabOTHUKOB, KaXJpli N3 KOTOPHIX JesaeT 1o
20 KOBpOB B MecAl] U IojydaeT MecsuHylo 3apmary 2000 py6Jeli; HauaslbHBIX
3aracoB KOBpPOB y Hac HeT.

Kak mMbI MOXeM pearupoBaTth Ha KoJjlebaHusA crpoca? MmerTesa Tpu crocoba:

1. CeepxypouHasa paboma tpebyet ommaTel Ha 80% OGosbie 06braHON. Kpome
TOr0, CBEpXypouHas paboTa JOJDKHA cOCTaBJATh He 6ostiee 30% OCHOBHOM.

2. Habop u ysosmHeHue pabomHukog obxoparca B 320 py6Oeit u 400 py6ieit
COOTBETCTBEHHO Ha KaXJ0ro pabOoTHHUKA.

3. XpareHue npodykyuu tpebyeT 8 pybJiell Ha KaXplll KOBEP eXeMeCIYHO.
B Hauasle 1 KOHIle rofja CKJiaf JOJDKeH OBITh IyCT.

JlJ1A IpOCTOTHL MBI CUUTaeM, YTO pabOTHUKU IPUHUMAIOTCA U YBOJIbHAIOTCA B
Hauajle MecAlla, YTO MOKyIaTe/J M IPUXOAT 3a KOBpaMU K KOHIy MecsAlla U 4YTo
XpaHeHHe OIlJJAYMBaeTCs 110 CKJIAJICKMM OCTaTKaM Ha KOHeI[ KaXXJIoro Mecsria.

ODTa OOCTAaTOYHO CJIOXKHAasA 3ajadya MoxeT ObITh chopMy/mpoBaHa B BUJE JIU-
HeHHOI IporpaMMbl, HaJo TOJBKO NPaBUJbHO BHIOMpaTh NepeMeHHEble. [loJio-
KUM:

; = KoJI4ecTBO pabOTHUKOB B i-i1 Mecan (i =1, ..., 12); wy, = 30;

w
X; = KOJIMYECTBO KOBPOB, CJIeJIAHHEBIX 3a i-i Mecsll;

0; = KOJIMYECTBO KOBPOB, CJIeJIAHHBIX CBEPXYPOYHO 32 i-H MeCAI];

h;, f; = koymYecTBO paboYMX, HAHATHIX U YBOJIEHHBIX B HayaJle i-ro MecsIia;

$; = KOJIMYECTBO KOBPOB Ha CKJIaJle B KOHIIe i-I'o Mecsla; s, = 0.

Bcero nosydaetcsa 74 nepeMeHHBIX (cuuTas w, U Sy). Tellepb 3amuiieM orpa-
HUYeHU:A. Bce mepemMeHHbIe TOJDKHBI OBITh HEOTpUIlATeIbHBIMU:

wi, X;, 05, hy, fi,8, 20, i=1,...,12
OO01miee 4ncJI0 KOBPOB, CAieJIaHHBIX 3a MecAl (B OCHOBHOE 1 CBEPXYPOYHOEe BpeMs):
x; =20w; +o;.
CBepxypouyHOe IIPOM3BOCTBO OrpaHUYEHO:
0; < 6w;.
Yuicso paboynx MOXeT MEeHAThCA B HayaJsle KaxIoro Mecsra:

wi=w;_1 +h; — f;.
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KoymuecTBO KOBPOB Ha CKJIAJle B KOHI[E MeCsIla — 3TO MX KOJMYECTBO B Havasle,
IUTOC TPOM3BEIEHHOE, MUHYC CIIPOC 32 MECAL:

§; =381 +Xi - di‘

Bce aTu orpaHnueHusa OJDKHBI BBINOJHATbCA npu i = 1, ..., 12. B koHUe roga
CKJIa[ JOJDKEH OBITh MYCT:

512 =0.

Haxkownern, kakoBa nesieBas ¢yHKyA? Ham Hago MUHUMU3UPOBATh pacxo;l;ml:
2000 Y w;+320 Y h;+400 > f;+8> 5,+180 » 0, — min.
i i i i i

ITocsie TOoro xak BCE 5TO 3aMKUCAHO, MBI MOXKe€M HalTH ONTHMAJbHYI0 CTpaTeruio
MMPOM3BO/ICTBA 32 A0JI CEKYH/IBI C IOMOIIBI0 CUMILJIEKC-MeTO/a.

TyT ecThb, OgHAKO, BaxHas fetasb. ONTUMAaJbHOE pellleHre MOXeT OKa3aThCs
Opo6Hbim («U BHIIILIO Y MEHS B OTBETE: // JiBa 3eMJIeKoIa U [iBe TpeTh»). Ecym mpo-
rpamMma BeymT HaHATh 10,6 paboTHUKOB, TO 10,6 mpuaéTcsa oKpyrymTh vym 10 10,
nwm Jio 11, u peneHue yxe 6yeT He COBCEM ONTUMAJIbHBIM (UM Jaxke HapymaT-
cs orpaHuyeHus). B Hamem npuMepe OOJIbIIMHCTBO 4KCeJI ABY3HAUHbIE, TaK YTO
OKpYTJIeHNe UX He CUJIbHO MeHseT (a HeboJblre OTKJIOHEHUA B XU3HU BCE paBHO
Hen30exXHBI), HO Tak ObIBaeT He Bcera.

OTa npobJsieMa (HyXXHBI IieJible pellleHls, a JIeTKO HalTH BellleCTBeHHble) [IPUH-
LunuajbHa: Kak Mbl YBUUM B IJIaBe 8, IOMCK YeI04UC/IeHHO20 OITUMYyMa B 3a/a-
Yye JIMHEHHOro IporpaMMHUpPOBaHNA — BaKHasA, HO OUYeHb CJIOXKHAsA 3a4ava.

7.1.3. IIpumep: pacnpefesieHHe MPOILYCKHOL CIOCOGHOCTH

VY Hac ecThb ceTh Nepefayy JaHHBIX; [IPOIYCKHBIE CIIOCOOHOCTH Y4acTKOB II0Ka3a-
HBl Ha pucyHKe 7.3. HyXXHO yCTaHOBUTH TpU COeMHEHUsA: MexXay A U B, Mexay
B u C, umexay Au C. Kaxgoe n3 Hux TpeOyeT 110 KpaliHell Mepe [OBYX €IUHUII
MPOMYCKHOM CIIOCOOHOCTH, HO TOTOBO B3ATh (M ONJIATUTH) U O0Jbie (CKOJIBKO Ja-
nyt). CoequHeHue A-B matut 3 py6Jid 3a e IMHUITY POITYCKHOMN CIOCOOHOCTH BhI-
JieJIeHHOT'0 eMy KaHaJa, a coeauHeHusa B—C u A-C naTAaT COOTBETCTBEHHO 2 pyO-
71 u 4 pybJiA.

711 kaXx Ioro coeiHeHNA eCTh JBa BO3MOXHBIX TyTH — KOPOTKUH U JUTMHHBIN
(4epe3 TpeTbi0 BEPIINHY BHYTPEHHEI'0 KOJbla); UX MOXHO KCIOJB30BaTh OJHO-
BpeMeHHO B JE0001 KoMOMHanuu (cKaxeM, IyCTUTD JiBe eUHUIIBI 10 KOPOTKOMY
MyTH, a OOHY — N0 JyIMHHOMY). Kak moJiyuuTs MakcUMaJbHbBIN T0XOL?

CocTaBUM JMHEHHYI0 IIporpaMmy: i KaXJoro 3akasuuka (Hampumep, AB)
MBI 0603HAYHM Yepes3 X,z IHPHHY KaHaJa 0 KOPOTKOMY IIYTH, a Yepe3 X, — IO
JAymHHOMY. [Ipy 5TOM MBI He JOJDKHBI IIPEeBHIIaTh 00I[ell IPOMyCKHOM CITIOCOOHO-
cTy pEGep, a TakKXe JOJDKHBI FapaHTAPOBATh 110 ABE eAWHUIIHL I KaX JOr0 Coean-

1B 3TOM mpuMepe [0X0J] OT MPOJAKH KOBPOB He MPeAyCMOTpPeH, U JIMIIb HeOGXOAUMOCTh IIPOU3-
BeCTU 3aIJIAHMPOBAHHOE KOJMYECTBO MeIIaeT 3aKphITh IPOU3BOACTBO U YBOJMTH BCEX COTPYIHUKOB
HeMeZIJIEHHO.
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Puc. 7.3. KomMmyHHKaIuoHHas ceTb Mexay A, B u C. Yucsa Ha pébpax — NpONyCKHEIE CIIO-
COOHOCTH.

HEHUMA. HonyqaeM TaKyI0 3adavy:

3xpp + 3x)5 + 2xp¢ + 2x5 . + 4x4c + 4x), . — max

Xag + Xy + Xgc + x5, <10 [pe6po (b, B)]
Xap + Xpp + Xac + x5 <12 [pe6po (a, A)]
Xpe + Xpo + Xac + X, <8 [pe6po (c, C)]
Xap + Xpe + X0 <6 [pebpo (a, b)]
Xop + Xpe + X, <13 [pe6po (b, )]
Xpp +Xpo+Xac <11 [pe6po (a, c)]
Xap + X5 = 2
Xpe + Xpo =2
Xpc + Xpe =2
Xa> Xag> XBC> Xpes Xacs Xae = 0

Jlaxxe mpocToli mpuMep BpoAe 3TOro TPYJHO pelInTh BpyuHylo (mompoOytite!), HO
CHMILJIEKC-METO/T JIeTKO HaXOAUT ONTHMYM:

/ / /
Xap =0, x,5=7, Xpc =Xpc =15, X4¢ =0,5, x, =4,5.

Yuca He 1esbie, HO 3eCh 3TO M He HYXHO. BuiHO, 4TO Kaxxgoe pe6Gpo, 3a NCKJIIO-
YyeHNeM d—C, UCIOJIb3YEeTCA Ha MOJIHYI0 MOIIHOCTD.

[TpenocTepexeHuye: MBI BBEJIU 110 IIepeMeHHO J11 KaXXI0T0 BO3MOXHOT'O ITyTH
MeX Oy coeqUuHAeMBIMU ToukamMu. C pOCTOM CETH YMCJIO TaKUX MyTel pacTéT 3KC-
MOHEHI[UAJIbHO, TaK YTO JIy4llle BRIOUPATh IIepeMeHHble nHave (CM. pasfie 7.2).

Borpoc ay11 caMOKOHTPOJIA: M3MEHUTCA JI1 ONTUMAaJIbHBI BApUaHT, eCJI He
TpeboBaTh KaKk MUHUMYM [BYX €QUHUIL] MPOIMYyCKHON CIOCOOHOCTH I KaXJOTo
coeiHEeHUA?
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CBenéHus

BriBaeT Tak, YTO OJjHA BEIYMCJIMTEJIbHASA 3a/ja4a CBOAUTCS K IpyTroi: 000 aj-
TOPUTM, PEIAIIUI BTOPYI0, MOXXHO IPUCIIOCOOUTH U pelleHusA nepoii. Ha-
MpUMeEp, B TJiaBe 6 MbI BUAEJH, YTO aJTOPUTM IOMCKAa MaKCHUMAJbHOTO MyTH
B OPMEHTHPOBAHHOM aI[UKJNYeCKOM rpade, Kak HU CTPAHHO, MOXHO HCIIOJIb-
30BaTh I MOKMCKA MAKCUMAJIbHBIX BO3PACTAIIIMX MOMOC/EI0BATETLHOCTEN.
ToBOpPAT, YTO 3ajjauya MOMCKA MaKCUMaJIbHOM BO3pacTalollell MOMnocsieaoBa-
TEJIbHOCTU c800UMmcA K 3a/jaue MOKCKa IMyTH MAKCUMAJIbHOTO Beca B OPUEHTH-
POBaHHOM anUKJIYeckoM rpade. B cBoio ovepenp, 3a/1aua Movcka ImyTh MaKCh-
MaJIbHOT'O Beca CBOJIMTCA K 3aj/iaue TOMCKa IyT MUHUMAJIbHOTO Beca:

dyrxmma LONGESTPATH(G)

U3MEHVTL 3HAK Beca Bcex pébep G Ha IPOTUBOIOIIOXHEIA
BepuEyTb SHORTESTPATH(G)

Obmas cxema: MOJIyYUB BXOJ X [T 3aa4ul P, MbI mpeo6Gpa3yeM ero B HEKOTO-
PBII BXOA Y U 3aa4u Q — € TeM pacuéToM, 4ToOH! peneHre Q(y) 3Toi 3ajauu
IIOTOM MOXXHO GBLJIO Mpeo6pa3oBaTh B UCKOMOe peleHue P(x) A UCXOOHOM
3amauu P.

ajroput™ miiA P
Q
X —ﬂ mpeio6paboTka }—yﬁ ajyroput™ Iy Q }ﬁ» —— P(x)

(Bumure /m BB, Kakum obpa3om cBedeHne P = LONGEST PATH k Q =
= SHORTEST PATH cootBeTcTByeT 3TOM cxeMme?) Ecym mpolieaypbl npen- U
I0CcTOOpabOTKU paboTaloT 6BICTPO, TO MBI NTOJIydaeM OBICTPBIN aJrOpyUT™ i P
U3 J1t00020 OBICTPOro ajroputMa i Q!

MHorue paccMarprBaeMble HaMu 3a7auy (B TOM 4ucjle U 3a7adya JMHEeHHO-
ro IporpaMMHpPOBaHUs) BaXHbl IMEHHO [IOTOMY, YTO K HUM CBOJUTCS MHOIO

JpYTUX 3a7a4.

7.1.4. Buapl JMHEHHBIX IPOrPaMM

JlunHeliHble MporpaMMel OBIBAIOT PA3HBIMU:
1. MoXxHO HCKaTh MaKCUMYyM W MUHUMYM.
2. Orpa"nnueHus MOTyT OBITh 3aJaHBl PaB€HCTBAMU W1 HepaBeHCTBAMU.
3. [lepemeHHbIe MOTYT OBITH HEOTPHUIATeJIbHBIMU W IPOU3BOJIbHBIMHU.

Bce 5TH BapuaHThI CBOJATCSA JPYT K JPYTY MPU MOMOIIU HEXUTPBIX TPeobpa3oBa-
HU.

1 Yro6bl 3aMeHUTh MUHUMYM Ha MaKCMMyM, HaJ0 U3MEHUTb 3HAK y BCEX KO-
a3 durieHTOB 11€51eBOY QYHKINU.
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n

2a. YToOBl IpeBpaTUTh OrpaHUYeHle-HEPaBEHCTBO Z a;x; < b B ypaBHeHue,
=1
HY>XHO BBECTU BCIIOMoraTeJibHyI0 nepeMeHHy0 (slack Varlable) s 2 0 1 HanucaTh

n
Z a;x;+s=b,

i=1
s=0.

B camoM feJjie, NCXOAHOE HEPaBEHCTBO TOBOPUT, UTO NepEMEHHAs S, OIpeeJiie-
Masi paBeHCTBOM, HeOTpHIlaTeJbHa.

3ameTuM, YTO COBCEM YAAJMTh HEPaBEHCTBA (BKJIOYAs OrpaHUYeHus s = 0) He
ymaétcs (MHOTOrpaHHUK PaBeHCTBAMU He 3a7aTh).

2b. PaBeHCTBO A= B MOXHO 3aM€eHUTh Ha JBa HepaBeHCTBAa A< B u A= B.

3. EcJM1 MBI XOTUM HUMETh [IeJI0 TOJIbKO C HEOTPUIATEeIbHBIMU ITepeMeHHHI-
MY, TO (HEOrpaHUYEHHYI0) epeMeHHYI0 X MOXHO BCIOJIy 3aMeHUTh Ha Pa3HOCTh
x* — X~ IByX HOBBIX HEOTPUIIATEJBHBIX IEPEMEHHBIX X, X~ (3Ta pasHOCTh MO-
KeT IPUHUMATh JEo0Oble 3HavYeHus). Halinsd pelieHre HOBOM 3aa4u, BRIYMCIIIEM
3Ha4YeHMe CTapOoi MepeMeHHOM X Kak x T — x~

TakuMm 00pa3oM MBI MOXeM CBeCTU JEoOyI0 3a7a4y JMHEHHOro IporpaMMupo-
BaHUA (C MaKCUMyMOM WJI1 MUHMMYMOM, C HEpaBeHCTBaMU U ypaBHEHUAMY, C
HeoTpULlaTeJIbHBIMU 1 HeOI'PAHMYEHHBIMUY IIepeMeHHBIMI) K 3a7ilade B cmaHdapm-
HOM 8ule, B KOTOPOI1 BCe ITepeMeHHbIe HeoTpUullaTeslbHble, OTPaHUYeHU SBJIA0T-
cs1 ypaBHEHUsAMY, a IieJieBasd GyHKIMA MUHUMU3UPYeTCA.

Hanpumep, Hanty 3afauy MOXHO IlepenucaTh Tak:

X, + 6x, — max —x; — 6x, —» min
X1\200 Xl +51=200
X2<300 = Xy +32:300

X1+X2<4OO X1+XZ+53=4OO
X1, x2>o X1, X2, 81,52, 5320

EcTb 1 ipyrue ecTecTBeHHBIE KJIACCH JITHEMHEBIX [IPOrpaMM, K KOTOPBIM MOX-
HO cBecTH JIoOyI0 3afjauy JMHeHOro nporpaMmMupoBanuA. Hamprumep, MOXHO U3-
6aBUTHCS OT PaBEHCTB (3aMEeHUB PAaBEHCTBO a = b Ha mapy HepaBeHCTB a < b u
—a < —b) u cuuTarh, YTO MBI HIlleM MakcUMyM. Takyio 3aaqy yAoOHO 3amnucaTh
B MaTpUYHOM BHJe (CM. BPE3KY).

7.2. TIOTOKH B CeTAX

7.2.1. IlocraBku HePpTH

Ha pucyHke 7.4(a) nokasaH OpHeHTUPOBAHHBIN rpad, NpeAcTaBIHIOMIUI CeTh
HedrenpoBomoB. Llesb — AOCTaBUTh KaK MOXHO Oosbire HedTH U3 UCMOKA S B
cmok t. Jlna kaxaoro HedrenpoBoja M3BECTHA ero MaKCHMaJbHasA NponycKkHasA
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ManH‘IHaH 3aIIuCh

JuneiiHaa QyHKIUA, HaripuMmep Xx; + 6x,, MOXET OBITh 3amrcaHa Kak cKassp-
HOe Mpou3BefieHNe IByX BEKTOPOB

e=(g) » x=(2)

o003HaYaeMoe Kak C - X 1 CTX. AHaJ'[Ol"I/I‘{HO, JIMHEHbIE OrpaHU4Y€HHrA MOXHO
3anucaTh C MOMOIIbI0 MaTPHII:

x; <200 10 200
x,<300 = |0 1 (’;1) < | 300

X; + X, <400 1 1)\ 400
A x < b

Kaxpas cTpoka MaTpuIbl A COOTBETCTBYET OAHOMY OTPaHUUYEHMIO: €€ CKaJsp-
HOe IIpOM3BeJIeHNEe C X He JOJ/DKHO MPEBHIIATh 3HAY€HNA B COOTBETCTBYIOIIEN
no3urnuu crosona b. [loHnMas 3HaK HepaBeHCTBA AJi1 BEKTOPOB KAaK CPABHEHHE
IO KaX IO KOOpAWHATE, MojlydaeM ycjioBre Ax < b. OHO 03HaYaeT, uTo

a,-x<b;, mmBcex i=1,...,m,

rae aj, ..., a, — CTPOKU MaTpulsl A. B MaTpuyHbIXx 0003HAUYEeHUAX JIMHENHAasA
nmporpamMmMa 6e3 orpaHMYeHUA-PABEHCTB U C HEOTPUIIATEJIbHBIMU ITepPeMEHHBI-
MU UMeEeT BUJ

c’x — max,
Ax<Db,
x = 0.

cnocobHocms (MakcUMaJlbHOE KOJIMYECTBO MPOXOAIIEH 3a eIMHUIY BpeMeHU
HedTH). Ha pucytke 7.4(b) moka3aH BO3MOXHBIN NOMOK U3 S B t, KOTOPHIIA B CyM-
Me cocTaBJiieT 7 eauHuL. MoXHO J1 IpokadaTh Oosblie?

Puc. 7.4. (a) Cetb u e€ npomyckHbie criocobHoctu. (b) IToTok B ceTu.
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7.2.2. MakcuMuH3aIusi MoToKa

Bynmem HasbiBaTh cembio (network) opuentupoBaHHsiii rpad G =(V, E), B KOTOpOM
BBIZIEJIEHBI Ucmok (source) s u cmok (sink) ¢t u gy kaxaoro pebpa e € E ykazaHa
nponyckHaa cnocobHocms (capacity) c, > 0.

MbI XOTUM TepeKayuBaTh HeQTh U3 s B t, HE MPEBHIMIAs MPOMYCKHOM CII0CO0-
HocTH péGep. CxeMa MOCTaBOK HasbiBaeTcs nomokom (flow): uTo6sI eé 3aaTh, i
KaxJioro pebpa e HaJo yka3aTh 4ucyo f, (CKkoibko HedTH Mo HeMy UAET). Orpa-
HUYEHUS:

1. He mospkHBI OBITH TIPEBBINIEHBI MPOMYCKHBIE crtocobHOCTH pEGep: 0 < f, < ¢,
i Bcex e € E.

2. [l o601 BepIIUHBI U, KPOME S U ¢, BXOAAIUI OTOK PaBEH UCXOIAIIEMY:

Z Jou= Z Juz-

(w,u)eE (u,2)€E

OTO CBOKCTBO OOBIYHO HA3BIBAIOT coxpaHeHuem nomoka (flow conservation),
XOTs1 TOUHee ObLJI0 OBl TOBOPUTH O COXpaHeHNU HedTu.

CoxpaHeHHe MOTOKa rapaHTHUpYeT, YTO BCs BHIXOAAMAs U3 s HePTh JOXOOUT
JI0 t; e€ KOJIMYeCTBO HA3bIBAIOT Be/IUYUHOU (Size) moToka:

size(f)= D fu= D, fu

(s,u)eE (u,t)eE

TMoslyuaeM 3ajavy JIMHENHOTO POrpaMMUPOBaHUst: HalTH 3HaueHus {f, | e € E},
KOTOpBbIE YIOBJIETBOPAIOT HAOOPY JIMHENHBIX OTPaHNYEHUI 1 MAKCUMU3UPYIOT Be-
JIYUHY [T0TOKa (JIHEHHYIO IesieBylo GyHKIHUI0). 3a0aud 0 MaKcUMAIbHOM NOMmMo-
Ke cgodumcs K 3a0aie JIUHEHO20 NPOpAMMUP 0BAHUAL.

Hanpumep, ays cetu puc. 7.4 Hyx)HO 11 nepeMeHHBIX S, 10 OAHOM Ha Kax-
Jioe pebpo x — y. Umerca MakcuMyM f,, + f,, + fi. Ipu 27 orpanndenusax: 11 Ha
HeoTpULaTeJIbHOCTh (HanpuMmep, f;, = 0), 11 Ha npomyckHy0 crocob6HOCTh (Ha-
npumep, f,, < 3) u 5 Ha coxpaHeHUe 0ToKa (Hanpumep, f;. + f4. = f..; 10 OOHOMY
Ha KaXxyio BepluHy rpacda, 3a UCKJToUeHneM s U t). OcTaéTcs 3amyCTUTh KaKyio-
HUOYAp MPOrpaMMy, PeaM3yIoIIyi0 CUMILIEKC-METOT; OHA JIETKO YCTaHOBUT, UTO
MOTOK pa3mMepa 7 AeHCTBUTEHHO ONTHUMAJIEH.

7.2.3. ¥YBeJmueHHe IIOTOKA

T'oBOps 0 CHUMILIEKC-METOZEe, MBIl YIIOMHHAJIM, YTO OH IIOCTE[IEHHO HaXOAUT BCE
JIy4IIVe U JIydIIie pelieHus U B KOHIIE KOHIIOB MIPUXOAUT K ontuMyMy. [TonpoGHee
MBI PACCMOTPHM 3TO B pa3fietie 7.6, a ceiiyac monpodyeM peaym30BaTh IOCTENEH-
HOe yJIy4llleHre Ha SI3bIKe IIOTOKOB 10 TAKOH cXeMe:

HayaTb C HYJIEBOT'O IIOTOKAa
IOBTOPATEL: BHOPATh NOAXONANMM IyTh M3 S B [ UM YBEJIMIUTH IIOTOK
BIOJIb pébep 3TOTO IyTH, HACKOJIBKO 3TO BO3MOXHO

Ha pucynke 7.5 B cetu (a) Mbl cHauasia BeiGupaem oquH nyTh (b), mo xoTo-
POMY MOXHO MPONYCTUTh MOTOK pa3mMepoM 1, a 3aTeM 3aMeyaeM, YTO €CTh eIlé



196 Inasa 7. JluHetiHoe npocpammuposaHue

onuH (c); B UTOTe moJiyuaeM MOTOK (d), MOJIHOCTBIO 3arpykaroInuil péépa u3 uc-
ToKa (U, cJjeoBaTeJbHO, MAaKCUMAaJIbHBIH).

Puc. 7.5. IlpuMep paGoThl ayropuTMa HaxOXJIeHUA MaKCUMaJbHOro notoka. (a) Ilpumep
cetu. (b) IlepBriii BRIOpaHHbIH MyTh. (¢) Bropoii BeiGpaHHbIi myTh. (d) UTOrOBBIM MOTOK.
(e) IlepBeIM MOXHO BhIOpaTh U Takoi myTh. (f) Torma Ha BTOpOM Iiare NpUAETCA UCHIOJb-
30BaTh TAaKOM.

(a) (b)

Q)
@

(© (d

(e) ®

1

1 CEENONG ©
@/ 1

Ho TyT ecTh TpyOHOCTB: BAPYT MBI Ha IIepBOM Inare BhibepeM OPYrou IyTh,
Kak Ha puc. 7.5(e)? OH OaéT TOJBKO OJHY €MHUILY IOTOKA M Ha IepBHIi B3IJLA
6JI0KMpyeT Bce OpyTHe MyTU. 3aMeTHM, OJJHAKO, YTO HOBBIE IIYTH MOTYT MATU Ha-
BCTpeUy yXXe UMEIeMYCs TOTOKY, TEM CaMBIM cokpaujas ero. Hampumep, myTh
Ha puc. 7.5(f) unét us b B a, 4TO peasbHO O3HAYAET IIpeKpalleHre TOTOKA U3 d B b.

B ob6mieMm ciyyae Haml aJropuTM UIET MyTh U3 S B t, COCTABJIEHHBIN U3 pébep
(u, v) IByX BUIOB:

1 Pe6po (u, v) comepxuTcs B UCXOAHOM CETU, HO HE BCS €ro MPOIYCKHAs CIIo-
COOGHOCTH UCITOJIb3YETCS.

2. O6patHoe pebdpo (v, u) COAePKUTCA B UCXOAHOM CETH, U I10 HEMY UOET HEHy-
JIeBOY MOTOK.
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B nepBoM ciyuae no pe6py (u, v) MOXHO AOMOJHUTEIFHO HPOMYCTUTD Cyppy — fipy
emquHUI (rae f — TeKymui MOoTOK), a BO BTOPOM cJlyyae f,,, emuHuUL] (coKparias
[E€JIMKOM WJIM YaCTUYHO UMEIOIUICSA TIOTOK 1o pe6py (v, u)). MoXHO cKa3aTh, 4TO
y Hac ecTb ocmamouHas cems (residual network) G/ = (V, E/); ata cets umeer fpa
TUMa péGep ¢ OCTATOUHBIMU HPOIYCKHEIMU CIIOCOGHOCTAMH ¢ :

Cuv — fuv>, ecm (u,v)€Euf,, <c,,

f =
Cuv fvu’ ecm (V) u) €Emn fvu >0.
Iar aymropuTtMa (yBesmueHUe IOTOKA) COCTOUT B BBIGOpe MyTH M3 UCTOKA B CTOK
B OCTaTOYHOH ceTH. Takol MyTh MOXHO HAHTH, HalmpuMmep, IMOMCKOM B LIHNPU-
Hy, U, HaliJig ero, Mbl yBeJIMYKBaeM IOTOK BHOJIb HEro HacKoJIbKO BO3MOXHO (Ha
3TOM IIyTU HAc OrPaHNYMBAET PeGpo ¢ HAaUMeHbIIeH POIYCKHOM CIIOCOOHOCTHIO
B OCTAaTOYHOM ceTu). Ec/ B OCTaTOYHOM CeTH HeT IMyTel U3 s B t, aJTOPUTM OCTa-
HaBJIMBAETCs.
Ha pucyHke 7.6 nokasaHa paboTta 3Toro ajropurma (Ha npumepe 3afaul, C
KOTOPO¥ MBI HAYMHAJIM); IIyTU Mbl BEIOMpaeM Kak IpUAETCA.

7.2.4. CepTuduKaT ONITUMAJILHOCTH

Hamr a;ropuT, Kak MBI BCKOPE YBUAVIM, HE TOJIbKO HAXOWT ONTHMAJbHBINA IIO-
TOK, HO (aKTHYeCKH MpPebABISIET U JOKA3aTeJIbCTBO €ro ONTHMAaJbHOCTH. Kak
MOXET BBHIIJHIETh TAKOE J0KA3aTesbCTBO?

HaunHém ¢ nmpumepa. PazoGbEéM BEpPINUHBI CETU PUC. 7.4 Ha [BE TPYIIIH], KaK
MMoKa3aHo MyHKTUPHOI JmHMeit Ha pucyHke (L ={s,a, b} uR={c, d, e, t}):

Bca nepenaBaeMas HedTh AOJDKHA IepecekaTh I'paHUIly U3 L B R, U TakuM 00-
pa3oM, HUKaKoi IIOTOK He MOXEeT IIpeBhIIIaTh CyMMapHYI0 IPOIYCKHYIO CIOCO0-
HOCTb pé0ep u3 L B R, koTopas paBHa 7. Ho 3TO 3HAuuT, 4YTO HaliiAeHHHIN HaMU
paHee MOTOK pa3Mepa 7 ontumasieH! (Jlpyroii BapuaHT pa3pe3a, KOTOPHIH Jierue
3aMeTUTh, MoJlydaeTcs npu R = {t}: maxe ecsm Bce BXOAAIME B BEPIIUHY ¢t péOpa
3arpyXeHsl [I0JHOCTHIO, 60Jbiile 7 He MOJIyYNUTCA. )

B obuieM ciyuae Mbl onpefessaeM (s, t)-paspe3 kak pa3bueHue BCEX BEPIIVH
Ha [pe HelepeceKkawluecs rpynnsl L u R, cofepxalliye COOTBETCTBEHHO $ U t.
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Puc. 7.6. AjroputM mmoricka MakCHMaJIbHOr'O ITOTOKA, MPUMEHEHHBIN K ceTu puc. 7.4. Ha
KaXKJIOM IlIare cjieBa IoKa3aH TeKyIIui IOTOK, a clipaBa — OCTAaTOYHAasA ceTb. BeIOpaHHBIN
JUIA CJIeiyIoLero Imara MmyTh M300paxéH KUPHBIMU CTPeJIKaMHU.

(a) @
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TponyckHoti cnoco6Hocmb10 pa3pe3a Ha3bIBAETCSA CyMMapHasi MPOITYCKHAS CII0Cc00-
HOCTb pébep u3 L B R; ciefymoiee oueBUAHOe HabmoneHre OyieT K0YeBhIM:

Jla mo6oro noTtoka f u ymoboro (s, t)-paspesa (L, R) BeJMurHa TIOTOKA He
MpeBHIIaeT MPOIMYCKHON CIOCOOHOCTHU pa3pesa:

size(f) < capacity(L, R).

Takum obOpasom, n000i1 pa3pe3 JaéT BepXHIOI OlLleHKy Ha MOoToKU. Hekoro-
pble pa3pe3sl UMET OOJIbIINe MPOMYCKHBIE CIIOCOOHOCTH, M TEM CaMbIM JAI0T
oueHb rpy6sie orjeHku. CkaxeM, paspes ({s, b, c}, {a, d, e, t}) umeeT nponyckHy0
cnnoco6HocTh 19. Ho HaMm yaasnoch npegbsABUTH pa3pe3 C MPOMYCKHOM CIOoCOOHO-
CTBIO 7, B TOYHOCTH PAaBHOMU BEJITYMHE ITOCTPOEHHOIO ITOTOKA M TEM CaMbIM JIOKa-
3aTh ONMTUMAJILHOCTh 3TOTO OTOKA. OKa3bIBAETCs, UYTO TAKON pa3pe3 CyI[eCTBYET
aceeda:

Teopema ®oppa—@PajKepcoHa 0 MaKCMMAaJIbHOM IOTOKE U MHHHMAJLHOM
paspese. Pazmep MAKCUMATLHOZ0 NOMOKA @ cemu padeH NPOnYcKHOU cnocobHocmu
MUHUMATbHOZO (S, t)-paspesa.

YTtoOHl JIoKa3aTh 3Ty TeOpeMy, JOCTATOYHO U3BJieUb U3 Hallero aropuTMa uc-
KOMBIH ITOTOK (TYT M M3BJIeKaTh He Hal0) U paspe3. Kak 3To caesnats? Mul 3HaeM,
YTO K MOMEHTY OCTaHOBKH BepIINHA t 0oJsblile He JOCTHUXKMA U3 S B OCTATOYHOMN
cetu G/. O603HAUNM Yepe3 L MHOXECTBO BEpIIUH, KOTOPhIe JOCMUNCUMbL U3 S B
ocTaTouHo¥i cett G/, a B kauecTBe R BO3bMEM OCTaJIbHbIE BEpIIMHb: R=V — L.

L R

Mzl yTBEpXK JaeM, 4TO
size(f ) = capacity(L, R).

B camowm fiesie, pa3 B OCTaTOYHOM ceTU HeT peébep u3 L B R, TO Halll TIOTOK MOJHO-
CTbI0 HachIlaeT UMeIoNrecs B UCXOAHOM ceTu pébpa 13 L B R u He HCIOJb3yeT
pé6pa u3 R B L. (Ha pucynke f, =c, u f,, =0.) Takum o6pa3om, MOTOK B ceTH (KO-
TOPBIN MOXXHO KOHTPOJIMPOBAaTh Ha «TaMOXEHHOU rpaHurie» Mexxay L u R) B Tou-
HOCTH paBeH IIPOITyCKHOM crocoOHocTH paspesa. Teopema ®oppaa—®daskepcoHa
JoKa3aHa — ecJI IPUHATH Ha BEPY, YTO aJIOPUTM 3aKOHYUT paboTy.

7.2.5. Bpems pa6GoTHhI

Kaxas uTepaliys Hallero aJropuTMa MoMcKa MaKCUMaJIbHOTO MOTOKa Tpebyer
O(|E|) maros, ecyw It [IOMCKA ITyTH U3 S B t UCIIOJIb30BATh IOMCK B [JIyOWHY WJIA B
mmpuHy. Ho ckosbko Beero fenaetcs utepauuii? (M BooOie, 6y1eT Ji 3TO YHCIIO
KOHEYHBIM?)
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3aBepreHue ajropuTMa OYEBHUIHO, €CJI1 IPOIYCKHbIE CIIOCOOHOCTH lyetble.
Torma Bce ymcsa 6yAyT 1{eJIbIMU, Ha KaXJOM IIary MOTOK yBeJIMTYMBaeTCs XOTs Obl
Ha 1, 1 Bcero maroB He 6osbite C|E|, rae C — MakcuMasbHas IPOIYCKHAasA CIIoco0-
HOCTh pebpa (mouemy?). Ho 3TO He oueHb Xopolias olfeHKa: a 4To ecm C mopAn-
Ka MUWUTMOHOB? U uTO OyneT c HelleJbIMU (MM, XyXXe TOro, UppalilioHabHBIMN)
pébpamu?

M=l emé BepHEMCA K 3TOl TpobJieMe B yrpaxHeHnU 7.31. Oka3piBaeTcs, MOX-
HO IIOCTPOUTH IIJIOXHEe MPUMepPHI, B KOTOPBIX KOJIMYECTBO UTepalrii MponopLIo-
HaJbHO C, ecyTu HEyJaUHO BHIOMpATh yTU U3 s B t. Ho ecym myTu BEIOpaHHbI pazyM-
HO — HapuMep, IIPH MOMOITY MTOVCKA B IIUPUHY, KOTOPHIH UIIET MMYTh C HAUMEHb-
LIUM YKUCJIOM p€bep, — TO MOXXHO JIOKa3aTh, YTO KOJIMUECTBO UTepanuii He OoJblile
O(|V] - |E|), xakumu Obl HY GBI IIPOIYCKHBIE CIIOCOOHOCTH. TToC/IeHsAst OI[eHKa
naét obmee Bpems pa6otsl O(|V| - |E|?) wma aaroputMa moucka MakCUMAaIbHOTO
MOTOKa.

7.3. IlapocouyeTaHusA B ABYNOJIbHBIX rpadax

Ha pucynke 7.7 B Buze rpada nzobpaxeHsl cuMnatuy (0000 AHbIE) MeX Iy MaJlb-
YyyUKaMmu (BEPIIVHHI CJIeBa) U JIEBOYKAMU (cnpaBa)l. MoxHO i pa3buth (ckaxem,
JUI1 Bajlbca) BCeX YYaCTHHUKOB Ha Iapbl CMMIIATUYHBIX APYT Apyry? B TepmuHax
Teopuu rpadoB: CyIIEeCTBYET J codepuleHHoe napocoiemarue (perfect matching)
B 3TOM ABYAOJIbHOM rpage?

Puc. 7.7. Pé6paMu coefjiHeHH pebAaTa, KOTOpble HpaBATCA APyT Apyry. MoxHO 11 pa3oUTh
BCeX Ha Mapkl 10 CUMIATUAM?

MaJb4uKU JIEBOYKU
Anppeii AnHa
Bopuc besa
Biiagumup Beponuka
T'eopr laymna

DTOT BOIIPOC MOXHO CBECTHU K IIOMCKY MaKCHMaJIbHOI'O MOTOKa (M TeM caMbIM
K 3aja4e JMHeNHoro rnporpaMmmuposaHusa)! Co3gaauM HOBYIO BEPIIMHY-HCTOK S C
ucxo[AmuUMy pébpaMu BO BCceX MabUUKOB M HOBYIO BEpIIMHY-CTOK t CO BXOJ-
muMH pédpaMu U3 Becex AeBodek. Hanmpasum Bce pébpa B MCXOJHOM ABYAOJIBHOM

ITakoii rpad, B KOTOPOM BepIIMHEI HOZEJIeHE! Ha IBe TPYIIIEL U pEGpa MPOXOJAT Medicdy TPYTIIaMH,
HasbIBaeTcs 08ydosmHbLM (bipartite).
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rpacde cyieBa Hanpaso (puc. 7.8) u npucBOUM KaX oMy peOpy NPOIYCKHYIO CIIO-
cobHocTh 1. CoBepIieHHOe IapocoyeTaHue CyllecTByeT TOTAa 1 TOJIbKO TOTAa, KO-
r7a B 9TOM CceTU UMeeTcs II0TOK, pa3Mep KOTOPOoro paBeH yucJly nap. [ToHATHO /i,
noyeMy? MorkeTe /1 BBl HAUTU TaKoU IOTOK B HaIleM npumepe?

Puc. 7.8. CeTb 111 noucka napocovyetaHus. IIponyckHasa cnocoOHOCTh KaxI0ro pedpa pas-
Ha eMHUILE.

3amMeTwM JM BBl TOHKHMH MOMEHT B cka3zaHHOM? IlapocodeTaHUI0O COOTBET-
CTByeT MaKCHMaJIbHbII NIOTOK, HO B 0OpaTHYI0 CTOPOHY Hy)KeH He NPOCTO MOTOK,
a yestouucstieHHbLl noToK. (Bpsan /w1 AHHa MoXxeT TaHLeBaTh ¢ AHpeeMm Ha 70% u
¢ Biagumupom Ha 30%!)

K cuactsi0, eciu 8ce nponyckHble cnocobHocmu pébep yestoulcieHHble, Mo Hali-
OeHMbLl HAUM WT20PUMMOM ONMUMATbHBLL NOMoK 6ydem yestouucieHHsIM. B ca-
MOM JieJie, eCJI1 Bce pebpa UMEIOT I1eJI0OYMCIJIEHHYI0 IIPOIYCKHYI0 CI0OCOOHOCTD, TO
HeIleJIbIM YKcjiaM HeOTKyZa B3AThCS.

OTO BepHO [JI1 JTOOOI CeTU: eCJi MPOIYCKHBIe CIOCOOHOCTU pEbep Iiesbie, TO
ONTHMAaJIbHOE pelleHre MOXHO NCKaTh Cpe/iU I[eJIOYNCJIeHHBIX (M Halll aJrOpUTM
aTo Jiesaet). K coxarneHuro, 1y 3a/ja4 JIMHEIHOTO MPOrpaMMHUPOBAHUSA 3TO CKO-
pee UCKJIOYeHUe, YeM IIPaBUJIO: YyacTo ObIBaeT, uTo Jj1 3aJa4l C [eJIOUHCIIeHHbI-
MU OTrpaHHUYeHUsAMU ONTUMYM JIOCTUTaeTcA TOJBKO Ha HelleJIOUMCJIEHHBIX pellle-
HUAX. A ecJ1 MBI OTPAaHUYUMCA TOJIBKO I[eJIOYHMCJIeHHBIMU pelleHuAMHY, TO (Kak
MBI YBUIUM B rJiaBe 8) MOUCK ONMTHUMAJIbHOTO CPeIU HUX — U JaXe X0mb KaKoeo-
HU6YO0b TEJIOUHCJIEHHOTO PElIeHNs — CTAHOBUTCS OUYEeHb CJIOKHOH 3ajjaueit.

7.4. TIpUHIUI JBOHCTBEHHOCTHU

M5!I BUJEJIH, YTO B CETAX JH0OO0I MOTOK He MPEBOCXOAUT JHOOOT0 pa3pesa, U ecTb
coBmajamiasn napa (BeJMYMHA IOTOKA PaBHA MPOIYCKHOI CIIOCOOHOCTU paspe-
3a). Halias Takylio mapy, Ml TeM CaMbIM YOEX JaeMCsI, UTO B CETH HET HU GOJIbIIETO
MIOTOKA, HU MeHbIIero paspesa. Okas3blBaeTcs, YTO MOJA00HAA YAUBUTE IbHAS BEllb
MIPOMCXOJUT BOOGIIE CO BCEMU 3a[auaMu JMHEHHOTO MPOrpaMMUPOBAHUSA: JE00as
3a/1laua MaKCUMU3aLUN UMeeT 080LiCMEeHHYI0 3ajauy MUHUMU3AIUU, U OHU CBS-
3aHBI IPYT C JPYroM IPUMEPHO TaK Xe, KaK IOTOKU U Pa3pe3sl.
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YToOBI MOHATH, YTO 3TO 3a JBONCTBEHHOCTh, BCIIOMHUM Hallly [IepBYIO JIIHeH!-
HyI0 IIpOrpamMMy € AByMs COpTaMU IOKoJIaja:

X7 + 6x5 — max

x; <200
300
400
0

/

X2

X1+ Xy

A\ RV/AN/AN

X1, Xo

CUMILIEKC-MEeTO/]] HAXOAUT ONTUMAJIBbHYI0O TOUKY (X, X5) = (100, 300) co 3Haue-
HueM neneBol ¢yHkiuu 1900. Cpa3sy Xe ACHO, YTO 3TOT BapHaHT He TaK JAaJIEK
OT ONITUMYyMa: CJIOKUB /IBa ITEPBBIX HepaBeHCTBA (BTOpoe — ¢ KoadpunrieHToM 6),
MBI IIOJIY9UM

x; + 6x5 < 2000,

Tak 4TO BhIpyuKa Oosbiie 2000 He mosyuuTcsa. MOXHO JI CJI0KUTh OTPaHUYeHNsA
¢ apyrumu kosddunneHtamu (o6aBUB MOKA He UCIIOJb30BaHHBIE, eCJI HAZ0) U
MIOJIyYMTh JIy4ylllyio olfeHKy? MeToaom npo6 1 omub0K MOXHO HaWTH, 9YTO CJIOXKe-
HMe BTOPOT'0 U TpPeThbero HepaBeHCTB ¢ kKoaddunreHTaMu 5 1 1 cOOTBETCTBEHHO
JaeT

x; + 6x5 < 1900.

Takum ob6paszom, 1900 pelicTBUTEBHO ONTUMYM! DTOT Maru4eckuil IpuémM noo-
maeepaucdeHUA ONMUMATLHOCMU MBI yXe 00CyXJa/i — HO IO-TIpeXXHeMy HesCHO,
BCerja JIM Takoe BO3MOXKHO, U €CJIM BO3MOXHO, TO KaK UCKaTh KO3(QQUI[EHTHI ?

UYTOOBI OTBETUTH HA 3TOT BOIPOC, IIpeAcTaBUM cebe, YTO MBI eljé He 3HaeM
3TUX K03(hdULINEHTOB, 1 0003HAYMM 3TU Heu3BeCTHhIe KO3(pPUIeHTH (1Ipu rep-
BBIX TPEX HEepaBeHCTBAX) 4epes Y1, ¥y, ¥3:

Muoxuresb  HepaBeHCTBO

Y1 X1 <200
Vo X, <300
Y3 Xq + Xo $ 400

Bo-1epBhIX, 3TU Y; JOJDKHEI OBITh HEOTpUIlaTeIbHBIMU, HHaUYe HEPaBeHCTBO IIoMe-
H:AJI0 OBl 3HaK. Ec/m 3T0 Tak, TO MBI IIOJIydaeM OLIEHKY

(y1+ y3)x1 + (2 + ¥3)x3 <200y, + 300y, +400ys5.

Bo-BTOpPEIX, MBI XOTHM, YTOOBI JieBas 4acTh coBIajia OBl C LiesleBON (QyHKIuen
X, + 6x,, 1 TOorAa npasas 4acTb Oy/eT BepxHel OIleHKOl AJI1 ONTHMAaJbHOIO pe-
meHusd. J[pyruMu cjoBamu, HyXXHO IOJIy4UTb Y, + Y3 =1 u y, + y3 = 6. JloctaTtou-
HO faxe Y, + Y3 = 11 y, + y3 = 6, DOCKOJIbKY TOTJa MBI IOJIy4uM 60Jiee CUJIbHOE
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HepaBeHCTBO.! B UTOre MBI IMeeM OLIeHKY CBEpXY:

Y1, Y2, ¥320
X1+ 6x, <200y, +300y, +400y; mnpu yitys=1
Yo+ Y326

Kaxk Hatiti nofxopsamue y;? MoXHO NONPOCTY B3ATh UX JOCTATOYHO OOJBIINMY,
CKaxeM, MOJIOKUTD (¥, Y9, ¥3) = (5, 3, 6). Ho Torma oreHKa MOJIyYUTCS TLIOXOM
(B HameMm ciyuyae 200 - 54 300 - 3 + 400 - 6 = 4300). YtoOb orjeHKa ObljIa Kak
MOXHO 00Jiee TOUHOM, MBI IOJDKHBI MUHUME3UpoBaTh 200y, + 300y, + 400y npu
cO0JII0IEHNY YKa3aHHBIX BHIIIe HEPABEHCTB. CHOGA npuxo0uM K 3adaye JIUHeliH0e0
NpoepamMmUp O0BaAHUSL:

200y, + 300y, + 400y; — min

yitys=1
Yot Y3
Y1, Y2, Y3

\

6
0

VWV

W3 moCTpOeHUs CJIElyeT, YTO BCAKOE peEIleHHe 3TON 080LiCMBEeHHOU 3a4a4u AaéT
HEKOTOPYIO OLIeHKY CBepXy [IA UCXOOHOU (npsamoti) 3agaud. Tak 4To ecm MbI Ka-
KHM-TO YyJIOM HalllJIi [Tapy pellleHui [jid TO! 1 ApYrol 3afjauu ¢ COBNAIAI0 MU
3Ha4YeHUsAM, To 06a OHU OyAyT oNTHMAaJIbHBIMU. BOT Takas napa mJiA 3afja4u po
HIOKOJIAL:

npsaMast: (x;, x,) = (100, 300); mBotictBeHHas: (¥, ¥y, ¥3) =(0, 5, 1).

B oboux ciyuasax mosy4yaetca 1900, Tak uTo o6a pelieHUsA onTUMabHbl. CUMBO-
JIMYECKU 3TO U300pakeHo Ha puc. 7.9.

Puc. 7.9. Bce 3HaueHUsA 411 IPSIMON 3aaYl He IIPEBOCXOLAT 3HAYEHUI JjIA JBOHCTBEHHOM,
TaK 4TO [IEPBOE MHOXECTBO JIEXXUT CJIEBA OT BTOPOT0. BOMPOC TOJIBKO B TOM, €CTh JI MEXAY
HUMU 3a30p — 1 TeOpeMa O ABOUCTBEHHOCTH TOBOPUT, UYTO HET.

ONTUMYM  ONTHUMYM
MpsIMOU  JIBOVMICTBEHHOU

3HaUYeHNe
3a7a4n 3a7a4n -
“ > I[EJIEBOM

3HAYC€HUA HPHMOﬁ 3agauyun 3HaA4Y€HUs )Z[BOIjICTBeHHOIjI 3agauyun (I)YHKHI/II/I

f———|
3a3op (Ha caMoM [ieJjie HyJIeBOI)

Ha camoMm pmene 5To He 4yno, a 3aKOHOMEpPHOCTb — ITOAOOHYIO0 Belllb MOXHO
npoJiesiaTh A JB0O0I 3a4auu JMHENHOr 0 IporpaMMupoBaHus. [ ynoocTea Oy-
JeM CYMTAaTh, YTO B HEH MCHOJb3YIOTCA TOJBKO HEOTPUIATe IbHBIE TIepeMeHHbIE,

1310 COOTBETCTBYeT I00aBJIeHHUIO OCTaBaBIINXCsA 6e3 fejla HepaBeHCTB —y1 <0 u —y, < 0.
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a OrpaHWYeHUsI UMEIT BHJ HepaBeHCTB. BOT Kak Tormga cTpouTcsa ABOMCTBEHHAs
3ajayva:

+ BBomuMm HeorpeiesI€HHBIN KO3pPUIieHT Yj A7l K&K IOTO HEPAaBEHCTBA B IPsi-
MoI1 3a7jaue; 5To OyAyT (HeoTpullaTesbHblE) IlepeMeHHble IBOMCTBEHHOU 3a-
Jauu.

+ Jlna xaxOol mepeMeHHOH Xx; B IpsAMON 3ajaye NMHIIeM HepaBeHCTBO (orpa-
HUYEHHE Ha Y;): IPU CJIOKEHUU HEPaBEHCTB MPsAMOM 3a/1a4u (¢ MHOXUTEIIS-
MU y;) IPH X; AOJDKEH MOJIyYaThCst KOIQOULNEHT, He MeHbIIMI KO3 hdULeH-
Ta B IleJieBOM QYHKIMU NPSAMOHN 3a4auu.

* lleneBoii QyHKIMEH OBOMCTBEHHOM 3aMauul OyieT JuHeHas KoMOMHAIMsA KO-
3 durreHTOB Yy;, MOJy4Yanlasacsa B IPaBoi YacTU MPU CJIOXKEeHUN HepaBeHCTB
MPAMOM 3a4aul ¢ 9TUMHU KO3phulirieHTaMuU.

[MoHavaJly 3TO OMMCAHUE BHITJIAWT 3allyTAHHBIM, HO B MATPUYHOM 3alMCcH BCE
BBRITJAUT coBceM mpocTo (puc. 7.10). Bosee obuiuii ciyvaii, KOrga Cpey ycJjo-
BUI eCTh M PaBEHCTBA, MOKa3aH Ha puc. 7.11. Ecim npsMas 3a/jaua nMeeT orpa-
HUYEHHE-PaBEHCTBO, TO COOTBETCTBYIOIIUE MHOXUTEJH (0801iCMBeHHAA nepemeH-
Has) He 06513aH OBITh HEOTPULIATEILHBIM: PAaBEHCTBA MOXHO YMHOXXATh Ha JEOOBIE
yucsa. Bcé 9T0 BHIMUT JOBOJIBHO CUMMETPUYHO: B MaTpule A = (q; j) KaXx J10-
MY MPAMOMY OTPAaHUYEHUI0 COOTBETCTBYET CMPOKAd, a KAXJOMY JBOHCTBEHHOMY —
cmoJtbey.

Puc. 7.10. CTangapTHas 3ajjaua JMHeHOro NporpaMMHpOBaHysA B MaTPUIHOU dopMe U eé
IBOMCTBEHHAs.

[Mpsimas 3amava: JIBolicTBEHHAs 3ajava:
c’x — max y'b— min
Ax<b y'A=cT
x=0 y= 0

Puc. 7.11. B o61ieM ciyyae orpaHu4eHNs IpsAMON 3a/laukl COCTOAT U3 JIMHENHBIX HepaBeHCTB
(mpu i € I) u ypaBHeHuii (npu i € E), Bcero m = |I| + |E| orpanuueHuii. HekoTopbie U3 n me-
peMeHHBIX X; (1pH j € N) 06sA3aHbI GbITh HEOTPULIATE bHBIMU. B [BOliCTBEHHOM 3aaue Oy-
et m=|I|+ |E| mepemeHHEBIX. Te U3 HUX, KOTOPHIE COOTBETCTBYIOT HEPABEHCTBAM, J0JDKHBI
GBITH HEOTPHUIATEJIbHBIMU; OCTaJIbHBIE MOTYT OBITh JI0OBIMHU.

[Ipamas 3amava: JIBolicTBEeHHAas 3ajava:
C1X1 + ... + ¢, X, — max biy;+...4+ by, — min
A X+ ..+ apx, <bymiel ay;y1+ ..+ apjym Z ¢ A jEN
anX;+...+apx,=b, nmai€E a;jy1+ ..t apjym=c; mm jEN

x;z0mmjeN yiz0mpmiel
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Busyasmsanus ABONCTBEHHOCTH

3ajauy o KpaTyaiiieM MyTd B HEOPHEHTHPOBAHHOM rpade MOXHO pemaTh C
moMoInbio ¢usuyeckoti modesu. CBsKeM BepHIMHBI Tpada BEPEBKAMU IO PED-
paM, Npru4éM JIMHY BEPEBKH BO3bMEM PaBHOU JIMHE COOTBETCTBYIOIIEro peod-
pa. Teneps i movcka KpaT4amIiero nyTu U3 s B t JOCTATOYHO NOMAHYmMb 3a
S U t B pa3Hble CTOPOHBI: UHTYUIIUSA MMOACKA3bIBAET, YTO HATAHYTBIM OKaXeTCs
KpaT4YaKIIUKi IyTh U3 S B t.

D T

XoTA 3TOT MpoIlecc HaTJKIAeH, B HEM eCcTh OJjHa CTPAHHOCTh: 3ajaya O KpaT-
yaumeM IMyTH BOOOIIe-TO ABJIIETCA 3aJjaueil MuHUMU3ayuu, a B GU3nvecKoi
MOJIEJT Mbl MAKCUMU3UDPYeM PacCTOsTHUe MeX 1y s U t. OT4ero Takas pasHuia?
OTBET: OTTATMUBAA S OT t, MBI PElIaeM 3a7auy, 080licmaBeHHYI0 K 3aia4ye O KpaT-
yaiimem myrtu! JTa JBOMCTBEHHAA 3a/laua UMeeT O4eHb IPOCTOM BUJ (yIpax-
HeHUe 7.28) 1 HUCIOoJb3yeT 10 OAHOM epeMeHHOH X, Ha KaXAyl0 BEPUIVHY U:

C

X, — X; — Max,

|, —x,| <w,, mmBcex pébep {u, v}.

LleneBas QyHKIMA COOTBETCTBYET XKeJIAHUIO OTAAJMTH S OT t, 8 OrpaHUYeHNs CO-
OTBETCTBYIOT BEpEBKaM, He JAI0L[1IM PACCTOSHUIO MeX Iy U U V IIPEBBICUTD W,

[To mocTpoeHU0, KaXJoe JOMyCTUMOE pellleHre ABOMCTBEHHOU 3a4auu JaéT
BEPXHIOIO OIIEHKY [ BCAKOTO AOIMYCTHMOTO pelreHus NpsAMoi. OKa3bIBaeTcH,
YTO UX ONTUMYMBI COBIAZAOT!

TeopeMa 0 ABOMCTBEHHOCTH. EC/IU JIUHETIHAA NPOCPaAMMA UMeen 02paHUYeHHbL
onmumym, mo 0B80LiCMBeHHAA NPOcPaMMa MAakKdice UMeem 0ZpaHUYeHHbIl onmu-
MYM, U OHU DAGHBL.

MbI He IPUBOAUM JIOKA3aTEJIbCTBO 3TON TeopeMbl. CKaXXeM TOJIbKO, YTO €CJIU
MpsiMas MporpaMmMa OMMCHIBAET 3a4aYy O MAaKCUMAaJIbHOM MTOTOKE, TO JBOKCTBEH-
HYI0 JIMHEHHYIO TPOrpaMMy MOXHO UHTEPIPETUPOBATH KaK 334a4y O MUHHUMAJIb-
HOM paspe3e (ynpaxHeHue 7.25). [lomobHO TOMy, KaK aJTOPUTM IOMCKa MaKCH-
MaJIbHOTO TIOTOKA OJJHOBPEMEHHO HAXOWJI 1 MUHUMAJIbHBIHN pa3pe3 (M ycTaHaB-
JIMBAJI X PAaBEHCTBO), CUMILJIEKC-METO/] MOXET HANTH COBMAAI0INE ONTUMAJIb-
Hble 3HaYeHUs 11 NPsAMOU U JBOVICTBEHHON 3ajja4, TeM CaMbIM I0Ka3aB yTBep-
X JIeHHE TEOPEMEI.

7.5. Urpsl ¢ HyJIeBO1 CyMMOM

Pa3zymuHble KOHQUIMKTHBIE CUTyalluU U3 peaybHOM XXU3HU MOXHO IIpeJICTaBUTh B
BHUJe MampuuHblx uep. Hanpumep, BceM U3BeCTHasA Urpa «KaMeHb-HOXHUIIEI-0y-
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Mara» 3ajaérca nu300pakEéHHON Huke mampuyetl eviriam. Wrpoku CTpoka u
Crosber; BEIGHpAIOT MO dJieMeHTy u3 MHOXecTBa {K, H, B}, mocJyie yero Crosoerr
m1aTuT CTpoKe CyMMy, paBHYIO COOTBETCTBYIOI[eMy 3JleMeHTy MaTpuubl. (Jpyru-
MU CJIOBaMM, B MaTpHulle 3anucaHa npuoslab CTpoku U yosiTok CTosona.)

Crosbery
K H B
= K 0 1 -1
Crpoka H | —1 0 1
b 1 -1 0

[TycTh Telleps 3TU ABOE UTPAIOT HECKOJIBbKO pa3 noapsan. Ecm Ctpoka Bcé Bpe-
MA JiejlaeT OOUH U TOT Xe Xof, To Crosbel 6BICTPO MOACTPOUTCA U Bceraa Oy-
net nobexaatb. UYTo6s! n3bexaTs 3Toro, CTpoka MOXeET IPUMEHATh CMEULaAHHYH0
cmpameeuro (mixed strategy) u menath xon K ¢ BEPOATHOCTBIO X, Xo4 H c Be-
POATHOCTBIO X5 U X0A4 b ¢ BEpOATHOCTBIO X3. JTa cTparerus 3aJaéTcsAa BEKTOPOM
X = (X3, X5, X3) U3 HEOTPUIATEJIbHBIX YHCEJ], AAIINX B cyMMe 1. AHAJIOTUYHO,
cMemaHHas crparerus CToJbIa — 3T0 HeKOTOPBIE BEKTOP ¥ = (V1, V2, ¥3).*

MpbI cunTaeM, 4TO UTPOKU JIEHCTBYIOT HE3aBUCHUMO, TIO3TOMY BEPOSTHOCTH TO-
ro, uro CTpoka czesyiaet xoA i, a CtosGen — xoA j, paBHa X;y;. COOTBETCTBEHHO,
odxcudaemetii (cpemuuit) maréx (Crosber mmaTut CTpoke) paBeH

Z G;; - P(Crpoka penaet xop i, CTonber fieiaet xof j) = Z GijX;Yj-
i,j i,j

CTpoka XoueT MaKkcumu3uposams 3Ty BeJuunHy, a CToaden — MUHUMU3UD06aMb.
Ha yTo OHM MOT'YT pacCUMTHIBATH?

OxujaeMblii IJIATEX 3aBUCUT OT BBIOpAaHHBIX cTpaTeruil. Ilycth, Hanpuwmep,
CTpoka cuMTaeT BapuaHTHI X0[la paBHOBepOATHEIMU (To ecTh X =(1/3,1/3, 1/3)).
KaxkoB OyJieT oxxrjaeMblii IIJIATEX [JIA pa3HBIX BapraHTOB xoAa Ctosidua? OTo Jier-
KO MOACYUTaTh, TOCMOTPeB Ha MaTpuny urpsl. Ecom Croser fenaet xof K, To
CpPeHUH IJIATEX BBHIYMCJIIETCA 110 MIEPBOMY CTOJIOLY MATPUIIBL 1 PaBEH

1 1 1 .
5°0+5-(-D+3-1=0,

AnajsiornuHoe BeiurcieHre Jaét 0 v [yt AByX OPYyruUx BapuaHToB xoma Crosibiia
(H wm B). I cmemianHeix crpateruit (y;, Y, ¥3) IJIATEX ABJIIETCSA B3BEIIEH-
HBIM CPEeHUM ILJIaTexell Bcex Tpéx BapuanToB K, H u B, T03TOMY OH TOXe paBeH
HYJI0. DTO MOXHO YBUAETh U U3 Mpeplayliei popMyJIbi:

DGy = 2, Gy 3= 2595 | 2236 | =2595°0=0,
L.j i,j J i J

L
r7e npeAnocjejHee paBeHCTBO CjleflyeT U3 TOr0, YTO 3JIeMEHTHl KaXJOTo CTOoJI0a
marpulbl G B cymme nawot 0.

'Boo6Ime roBOps, UTPOKH MOTYT MEHATh CTPATeruy OT payHAa K PayH/Iy, HO JUIA YIPOIIeHHs aHa-
JM3a MBI TaKyl0 BO3MOXHOCTb He pacCcMaTpHBaeM.
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Me1 BuuM, uTo ecsmi CTpoka cjieflyeT BEIOpaHHOI cTpaTeru, To OXHAaeMBbIi
maTéx OyheT HyJIeBBIM He3aBUCHUMO OT cTpareruu Ctosdna, Tak 4Tto y CTpoKU
ecTb rapaHTUPOBaHHBIN criocob (B cpemHeM) He npourpath. [ia Cronbdija curya-
1I1A aHaJIOTUYHA: paBHOBEPOATHAs CTpaTerys rapaHTUpyeT eMy HyJIeBON OXUJa-
€MBIl IJIaTEX.

Yo X TyT MHTEPECHOT0 — BeJb C CaMOro Havasa ObLJIO ICHO, 9YTO UIpa B «Ka-
MeHb-HOXHHUILBI-OyMary» cuMmerpudHa? Ha camom Jiejile MBI 0Ka3a/ii HEYTO
6osmiree. [IpeacraBum cebe, yTo CTpoka cHavajla OOBABJAET CBOIO CTpaTeruio,
u CrosOer] 3HaeT 00 9TOM, Jejiasd CBOU XOpl. DTO, Ka3asioch Obl, JaéT eMy IpenMy-
eCTBO 10 CPaBHEHUIO C BApUaHTOM, KOT/Ja OH caM 00BABJIIET CBOI0 CTPATETHIO
(1 Ctpoka BEIOMpaeT OTBETHYIO CTpaTeryio Imocjie 3Toro). Ham aHam3 rmokasbl-
BaeT, TeM He MeHee, YTO TaKoro IpeuMyllecTBa i1 CMelIaHHBIX CTpaTeruii HeT.

DTO yAuMBUTEJBHOE CBOMCTBO BEPHO JIA IIPOM3BOJIbHBIX MATpHIl ILIATeXel:
OHO cJleflyeT U3 IPHMHININA ABONCTBEHHOCTH B JIMHEITHOM IIPOrpaMMUPOBaHuN (Ha
caMoM J[ieJie, 5KBUBAJIeHTHO eMy). B kauecTBe mprmMepa pacCMOTPUM HeCHMMeT-
puuHyto urpy. IIpencraBeTe cebe npes3naeHTCKHE BBIOOPE, B KOTOPBIX MMEITCA
JBa KaHOuJaTa Ha II0CT, U KaXpIM 13 HUX JIOJDKEH BBIOpaTh [JIABHYIO TeMy IIpef-
BBIOOPHON KaMITaHUM 13 ABYX BapuaHTOB (OYKBBI 0003HAYAIOT S5KOHOMUKY, 00U e-
CM@G0, HPAGCMBEHHOCMb, CHUJICEHUE HATOC0G). DJIEMEHTHI IIJIATEXHON MaTpHUIbl —
3TO MUJUIMOHBI I'0JIOCOB, Tepsiemble CTosioriom. (MbI mpeiosiaraeM, 4YTo BEIOOP Te-
MBI OCYIIECTBJIAIETCSA [0 Havyaja KaMIaHuY U U3MeHEH OBITh He MOXeT. )

H C
G=|9| 3 -1
o|-2 1

ITycts CTpoka 0OBABJIAET, UTO OHA OyJeT MCI0/b30BaTh CMEIIaHHYI0 CTpaTeruio
x=(1/2, 1/2). Yto moxeT caenath Ctosbei? Xon H npuBeaéT K 0XXUAAEMOH T10-
tepe 1/2, a xon C npuBeET K oxugaemort norepe 0. Takum 06pa3oM, HAUITY UM
otBeTHBIM X0zioM CroJibiia Oyaem uucmas crpaterusn y = (0, 1).

B obiiem ciyvae, ecym pukcrpoBana crpaterus CTpoku X = (x;, X5,), TO Bce-
raa HavéTes yucmas crpaTerus, KoTopas ontuMasbHa gy Cromnbdra: ymbo Je-
Jath xo4 H ¢ oxxyaeMbIM IJ1aTEXOM 3x; — 2X4, MO0 X0/ C C IJIATeXOM —X; + Xo,
CMOTPpA 10 TOMY, Kakol MeHbllle. Beskasa cMellaHHas cTpaTerus y ABJIAETCA B3Be-
[IEHHBIM CPeJHUM 3THX ABYX YHCTBIX CTpaTeruii, U Io3TOMY He MOXeT IOOUTb
JIyYIIYI0 U3 HUX.

TakuMm o6pasoM, ecim CTpoka AOJDKHA OOBABUTH X [0 TOTO, Kak chirpaeT CToJ-
6ell, 1 pacCUMTBHIBAET HA CAMBIM Xy/UINI CJIydaii, B KOTOPOM OXXUAAeMBIH IJIATEX
paBeH min{3x; — 2x,, —X; + X,}, TO BO3HUKAaeT Takas ONTUMU3AIMOHHAsA 3aa49a:

BBIGPATH (X;, X,), MAKCUMU3UpYIOIlee min{3x; — 2x,, —Xx; + Xy}

OTOT BBIOOpP BeposATHOCTeH Xx; Haét CTpoke JIyYIIyI0 U3 BO3MOXHBIX eapaHmuil
OoXXMJaeMoro IaTexa. JOTy 3afady MOXKHO 3anucaTh B BUJe JIMHEHHOH Nporpam-
MBI, 3aMeTUB, 4TO /11 PUKCUPOBAHHBIX X1 U X5 BEJIMUUHY

z =min{3x; — 2x,, —x7 + X5}
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MOXHO OINMCAaTh KaK MaKCUMaJIbHOe 3HauyeHHe B TaKOU ONTHMM3AalMOHHOHN 3a-
naue:

BcnomuHas, 4TOo MBI JO/DKHBL BBIOpaTh X U X, TaK, YTOOB MaKCMMHU3HPOBAaTh
3TO 2, IToJlydaeM TaKylo 3aJauy:

Z — max

AnanoruyHo, ecsm Ctosben Jo/pkeH OOBbABUTH MEPBBIM O CBOEI CTpaTeruu, To
JIy4Iliee, YTO OH MOXeT CJIeJIaTh, — 3TO BEIOPATh CMEIIaHHYI0 CTPaTeruio y, MUHU-
MU3UDPYIOILIYI0 €ro MoTepu npu JyuiieM otBeTe CTpoku. J[pyrumu cJioBamu, OH
JOJDKeH

BBIGpaTh (Y1, ¥,), MUHNMU3Npyomee max{3y; — Yz, —2y1 + Y2} .

BBIUTPHIIT CTPOKU MPU HaWJIydIlleM
JUIA Heé OTBeTe Ha 'y

B Bupe JIII:

w — min

Tenepp KIOYEBBHIM HaOJIOAEHUEM SIBJIAETCS TO, YTO SMuU 08e 3a0ayu AGIAIOMCA
dgoticmaeHHbIMU Opye 071 Opyea (cM. pucyHOK 7.11)! Takum o6pa3oM, OHU UMEIOT
O[MHAKOBHII ONITHMYM, Ha30BéM ero V.

Yro ke y Hac mosyunsioch? IIpu moMolu pelieHns HEKOTOPOI 3a/jaun JIMHe-
HOT0 porpamMmMupoBanua CTpoka (MakCcMMHU3aTOp) MOXeT HaliTU CTpaTeruio, Ko-
TOpas rapaHTUpPYyeT el OXKUAaeMbIl BBIMTPHIII He MeHee V, uTo Obl HU Aesiai CTos-
6er1. A npu nomoiu pemieHus aporictBeHHou JIIT Crosder (MUHIMU3AaTOP) MO-
XKeT rapaHTHUPOBaTh OXUJaeMbIl IJ1aTEéX He 6osiee V, uTo Obl HU fesasia CTpoka.
Takoe 3HaueHue V HasbIBaetrcs yeHoli (value) urpsl. B Hamem ciiydae 1jeHa UrphI
paBHa 1/7, 1 oHa JjoCcTUraeTcsa cMellaHHoi crparerueit (3/7,4/7) nis CTpoku, a
TaKXxe cMellaHHoM crpaTterueit (2/7, 5/7) ma Crobria.

KoHkpeTHBIN BUA MaTPULH (1 e€ pa3Mep) He UTPAET POJI — MbI (PaKTUYECKU
JoKa3ayu (BBIBEJM U3 IIPUHITUIIA IBOVICTBEHHOCTH B JIMTHEMTHOM IIPOTrpaMMUPOBa-
HUM) pyHAaMeHTaJbHBIN pe3yJbTaT TeOPUU UTp, Joka3aHHBIN ¢oH HelimaHoM u
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Ha3bIBaeMBbIN NPUHYUNOM MuHuMakca (min-max theorem). Ero MoxHo 3amucathb
B BUJIE CJIEAYIOIIETO PaBEHCTBA:

I’Il;lX myln E Gljxly] = m}}n mflx E Gljxly]
i,j i,j

OH 1noka3bIBaeT, YToO B CJIydae CMeIIaHHBIX cTpaTeruil OTKpeIToe 00bABJIeHNe 1C-

MoJIb3yeMoH cTpaTeruu (B JieBoH yacTul 310 fesaeT CTPoKa, B paBoi — CroJiberr)

He JaéT NPOTMBHUKY NIperMyllecTBa: IPUHIUI JABONCTBEHHOCTH (KakK U B cJlyyae

MaKCHUMaJIbHBIX IIOTOKOB 1 MUHMMAJIbHBIX Pa3pe30B) AeJlaeT 06e YacTy paBHBIMU.

7.6. CuMILJIeKC-MeTO

MBI yXe HecKoJIbKO pa3 yIIOMUHaJM «CUMILJIEKC-MeTOA» pellleHuA 3a4a4 JIMHeHO-
ro IIporpaMMupoBaHus. YTo xe 3To Takoe?

CuMIieKc-MeTo/1 ITojlydyaeT Habop JIMHENHBIX HepaBeHCTB U JIMHEeNHYI0 Iiefie-
By10 QYHKI[UIO ¥ HAXOJUT ONTHMAaJIbHYIO JOIYCTUMYIO TOUKY IIDH IIOMOIIY CJIefy-
I0IIlell cTpaTeruu:

V <— IIpOM3BOJIbHAA BEepIIKXHA ,ZI;Ol'IyC'I'I/IMOI‘;I obracTm
/ o
IIOKa y V eCThb Ccocen V C JIydlmM 3Ha4YeHUEeM IeJIEBOU @yHKH,I/II/I
/
Vv

CroBa «BepIINHA» U «COCe» OBl MOHATHH B HAIINX JBYMEPHBIX U TPEXMeEp-
HbIX IIpuMepax (puc. 7.1 u 7.2). UTo 03HauaT OHU I CJydasd n epeMeHHBIX

X1y eeey Xp?
Habop 3HaueHUi1 x; 3a1aéT TOYKY B BEKTOPHOM IIpocTpaHcTBe R". JiHeliHOoe
yPaBHEHUeE C N IEPEMEHHBIMU X1, ..., X, 3aJa€T eUNnepnIockoCcnb, pa3aesAn IIyio

IPOCTPAHCTBO HA JIBE YaCTH, a COOTBETCTBYIOIIee JIMHEHHOe HepaBeHCTBO 3a/1a-
6T OJHy U3 TUX YacTeil — NoynpocmpaHcmaeo (BKJIOYas caMy THIepIJIOCKOCTb,
TaK KaK HepaBeHCTBA HecTporue). HakoHel|, MHOXeCTBO JONMYCTHMBIX PelleHuUi
JIHEHHOH IPOrpaMMBI 33JaéTcs HabOpOM HEepaBeHCTB U MO3TOMY HpefCTaBJIA-
eT co6oil IIepeceyeHrie COOTBETCTBYIOIIUX TIOJyTPOCTPAHCTB — GbIMYKJTbLI MHO20-
epanHuk.!

Ho uTo B HameM oGIIeM cjydae 03HAYAI0T MOHATUA GePUUHA U Oced?

7.6.1. BepmiuHbI 4 cocefd B N-MepPHOM IPOCTPAHCTBE

Ha pucyHke 7.12 MBI BO3BpalaeMcs K yXe BCTpeuaslieMycs npumepy. Ecim no-
CMOTpeTh Ha Hero BHUMATEJbHO, TO MBI BUAMM, YTO KAX#OAA GEPULUHA MOdicem
661mb 3ad0aHa KaK eOUHCMBEHHAA MOUKA nepeceieHuUs HeKkomopoeo Habopa eunep-
nyiockocmeti. Haripumep, BepiinHa A — 3TO e JUHCTBEHHAsA TOUKa, B KOTOPOH orpa-
HuveHus (2), @) u (7) obpamaioTcs B paBeHcTBa. C Apyroil CTOPOHBI, TMIIEPILJIOC-
KOCTH, COOTBETCTBYIOIIME HepaBeHCTBaM (3) U (6), He 3amaT (camu o cebe, 6e3
TpeThell I'UIepILIOCKOCTH) KaKyl0-JIMO0 BepIINHY, TaK KaK UX IepecedeHre — 3TO
He OfHA TOYKa, a liesasA npsAMasd.

ITouree GBLJIO GBI TOBOPUTH O BHIMYKJIOH MHOTOTPAHHOH OGJIACTH: OHA MOXET GHITh HEOTPaHH-
4eHHOH (yXoauTh B G6€CKOHEYHOCTH), M TaKHe IepecedyeHus MOJyIPOCTPAHCTB OOBIYHO HE CUUTAIOT
MHOTOTPaHHUKAaMH.
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Puc. 7.12. MHOrorpaHHUK, 3aJJaHHbBII CeMbl0 HepaBeHCTBaMHU.

X7 + 6x5 + 13x5 — max
x; <200
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JlaBaiiTe mpeBpaTUM 3TO B YETKOE OIpeJieJieHHE.

BriGepeM HEKOTOPOE MOMHOXECTBO HepaBeHCTB. Ecym cymecTByeT eIuiH-
CTBEHHAs TOYKA, B KOTOPOM OHU OOPALAIOTCS B PABEHCTBA, U 3TA TOYKA
JIOICTIMA, TO OHA HA3bIBAETCS GePUIUHOLL.

CKOJIbKO ypaBHeHUH TpebyeTcs, 4TOOB OJHO3HAYHO 3aaTh Touky? Kormga nmeet-
¢ n epeMeHHBIX, HaM HYXHO 10 KpaliHell Mepe n JMHeWHBIX ypaBHeHU!, eCi
TpebyeTcs eMHCTBEHHOe pelieHye. C Ipyroil CTOPOHEI, ec/ ypaBHEHU! 00Jb-
11e n, To 1o KpaiiHell Mepe OJJHO M3 HUX sBJEIeTCA MHENHON KoMOuHauuei Apy-
T'HX, & I03TOMY MOXeT He YYMThIBaThcA. [1oApI TOXXMM:

Kax asa BepiinHa 3aaéTcss MHOXECTBOM M3 N1 HEpaBeHCTB, OOpallalmnux-
cs1 B Heil B paBeHCTBA.!

Tenepb MOXXHO OIlpeJe/IMTh coce0Ccmao.

JlBe BepIIMHBI HA3bIBAIOTCA COCEOHUMU, €CJT OHU UMeET n — 1 obuux
oIpeJesAIIX HepaBeHCTB.

Hanpuwmep, Ha pucyHke 7.12 BepmuHb A 1 C UMeIOT 00111e ollpeiesiAtoIie Hepa-
BeHcTBa {(3),(7)}, ¥ TO3TOMY OHU COCEZHUE.

135ech ecTh TOHKOCTB: OfJHA U Ta K BePIIMHA MOXET IIOPOXJAThCA PA3ITIHBIMU MOAMHOXECTBA-
MU HepaBeHcTB. Ha pucyHke 7.12 BepmiHa B nopoxgaeTcs nogMHoxecTBoM {(2),(3),(®}, HO Takxe U
{®,®,®}. Takue BepUIMHBI HA3BIBAIOTCSA GbIPOACOEHHBLMU U TPEOYIOT 0co60ro moaxoma. Msl paccMoT-
PUIM 3Ty CUTYyalHIO TI03Xe, a [T0Ka [JaBaiiTe CYNTATh, YTO BHIPOXKJEHHBIX BEPIIVH B HAlllell 3a/1aUe HeT.
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7.6.2. AsropuTt™Mm

Ha kaxJoi uTepaiyiy CUMILIEKC-METOT JI0JDKEH:

1) mpoBepuTh, ABJHETCA JIM TEKYIASA BEPIIMHA ONTUMAJIbHOMN (M €CJI 3TO TaK,
TO OCTAHOBUTHCSA);

2) pemumnTh, Ky/ia epexouTh JaJibIIle.

Kak mMbl yBuanuM, o6e 3a7a4¥l MPOCTHI, €CJIM TEKYIas BEePIINHA HAXOOUTCS B
HavaJle KOOpJMHAT. A ecJI BepIINHA HAXOAUTCS Iie-TO emlé, TO MBI IIPOCTO Ipe-
obpa3zyeM crcTeMy KOOpAMHAT, CAeJiaB TeKYIIyI0 BepIINHY HauyaJloM.

11 Havaa mocMoTpuM, IoYeMy Havasio KOOpAUHAT yA00HO. IIycTh MBI UMeeM
HEKOTOPYI0 JIMHENHYI0 IporpaMmy obIiero Bujia

c’x — max
Ax<b
x=0
rae X=(xq, ..., X,) — BEKTOP 13 lepeMeHHbIX. [TycTh Ha9asio KOOPAMHAT SIBJIAETCA
JonyctuMbiM. Toraa oHO, 0UeBUIHO, ABJIIETCS BEPUINHOM, TaK KaK 3TO eJUHCTBEH-
Hasg TOYKa, B KOTOPOH n HEpaBeHCTB {x; =0, ..., X, = 0} obpamarTca B paBeH-

ctBo. (MBI npeAnosaraeM BepHIMHY HeBBIPOXAEHHOM, TaK YTO [Ipyrye HepaBeH-
CTBa B paBeHCTBa He obpamaioTcs.) Illar cumiiekc-MeTosa, Kak Mbl FTOBOPUJIM,
COCTOUT U3 JIBYX YacTel. 111 nepBoii:

Hauvasio xoopauHaT OoNTUMAaJIbHO TOTA M TOJIBKO TOrAa, Korma ¢; < 0 [y
BCEX 1.

JetictBuTesbHO, ecu ¢; < 0 1y Bcex i, TO Ipu X = 0 paccUMTHIBATh HAa JIyulllee
(mostoxuTesbHOE) 3HaYeHue LeseBod (QyHKIMH MBI He MoxeM. OOpaTHO, ecym
¢; > 0 pyA Kakoro-To i, TO HauYasjao KOOpAWHAT He ONTHMAaJbHO, TaK KaK MBI MO-
XKeM YBeJIMYUTh 3HaueHUe IeleBoi PyHKIuy, yBesmuus X;. (HanomuuMm, uTo no
[IpeJI0JI0KeHUI0 OCcTalbHble HepaBeHCTBA He 00paljaiTcs B PaBeHCTBa, TaK YTo
X; MOXHO XOTs OBl HEMHOT'O YBEJM4UTh.)

Ecym Havasio KoopauHaT He ONTUMAaJbHO, MOXXHO [TlepeMeCcTUThCA 10 HEKOTO-
pomy peOpy, yBeJIMYUB HEKOTOPOE X;, [yl KOTOPOro ¢; > 0. Hacko/bKko MBI MOXeM
YBeJMUUTD X;? Tloka Mbl He CMOJIKHEMCA € KAKUM-MO OpyeuMm oepaHuieHuem. JIpy-
TMMU CJIOBaMU, MBI [ieJlaeM OJJHO U3 Ollpeie/SII0[1X BepIINHY HepaBeHCTB X; = 0
CTPOTMM M yBeJIMYKMBAaeM X; A0 TeX IIop, I0Ka KaKoe-TO Jpyroe HepaBeHCTBO, JI0
3TOT0 BHINIOJIHABIIEECs C 3allacoM, He 00paTUTCA B paBeHCTBO. [Ipy 3TOM MBI CHO-
Ba MeeM N PaBeHCTB, TO €CTh MBI HAXOJUMCS B HOBOI BepIINHe.

Hanpuwmep, mycTh MBI IMeeM JieJi0 CO CJieAyroIell JMHEeHON TporpaMMOon:

2x7 + 5x, — max

2x,

|
=
N
N
N

X1+ 2x,
—x1 + X5
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CuMILyIeKc-MeTo/ MOXXHO 3allyCTUTh B HauaJsle KOOpAWHAT, KOTOpoe 3a4aéTcs orpa-
HuvyeHusMU @) u (5). 111 nepexona Mbl «0CBOO0X 1aeM» OrpaHUuYeHue X, = 0, mpe-
Bpalllas ero M3 paBeHCTBA B CTPOTrOe HepaBEeHCTBO. YBEJIMUUBAA X, MBI NIpEX/e
BCero HaTaJKUBaeMcs Ha orpaHuueHne —x; + X, < 3, ¥ [T03TOMY JJOJDKHBI OCTaHO-
BUTbHCA Ha X, = 3, B TOUKe, IJie 3TO HOBOe HEPaBeHCTBO 00paljaeTcs B paBeHCTBO.
Hosyio BepmuHy 3a7jal0T HepaBeHcTBa (3) U (3).

TakumM 06pa3oM, MbI 3HaeM, YTO JieJIaTh, €CJI1 MBI HAXOAMMCS B HavYaJjle Koop-
muHaT. Ho 4To ecym Hamia Tekymias BepIIMHA U PACIoJoXeHa Ine-To emé? Ml
CBOJIM 3TOT CJIy4ail K y’Ke pacCMOTPEHHOMY ¢ ITOMOIIbI0 JIMHEHHOro npeobpaso-
BaHUA KOOpAMHAT. B kauecTBe HOBBIX KOOPAWHAT MBI BEIOUpaeM Te caMble JIMHEHN-
Hble (QYHKLINHM, KOTOpble KUCIIOJb30BaHbl B ONpeie/AIIX TOUKY HepaBeHCTBax,
CABUHYTHIE B HYJIb. JIPYTYIMH CJIOBaMU, HOBBIE KOOPAMHATHEL TOYKU X IPOIOPIIHO-
HaJIbHBl PACCTOSIHUAM Y71, ..., ¥, OT TOUKHU X JI0 TUIEPIJIOCKOCTEH, [TlepeceyeHueM
KOTOPHIX fBJIAE€TCA BepIINHA U:

u

Ya 1

X

Bosiee TOYHO, ecyli OJHO U3 HEPABEHCTB, 33a[AIOLINX BEPIIMHY, UMEET BUJ
a; - X < b;, To paccTosHME OT TOYKHU X JI0 PAHU, COOTBETCTBYIOIE 3TOMY Hepa-
BEHCTBY, ITPOMOPI[MOHAILHO
Yi=b;—a;-x

[MosnywaeM n JMHeHHBIX (PyHKLUUHN Y;, IO OAHOW Ha KaX Iyl I'paHb, MPUYEM Iie-
PEXOZ1 OT X K Yy MOXHO 0OPaTUTh U BBIPA3UTh X; KaK JMHEAHYI0 QYHKIMIO OT Y;.
Takum 06pa3om, MBI MOXEM IepenycaTh BCIO JITHEHYI0 IporpaMMy B IlepeMeH-
HbIX y;. IloslydaeM 3KBUBaJIeHTHYI0 JMHENHYH HporpaMMy (Hampumep, ONTHU-
MaJlbHOe 3HaueHre OCTaéTcsA TeM Ke), HO 3alMCaHHYIo B JpYyroii cucreMe KOop-
JIHAT.

1. HoBas nporpaMma coaepXuT HepaBeHCTBa y = 0, B KOTOpbIe TPeo0pasyoTcs
HepaBeHCTBa, 3ajaloliye u.

2. Touka u CTAaHOBUTCS HaYaJioOM KOOPMHAT y-IPOCTPAHCTBA.

3. LlesieBoit yHKIMEN CTAHOBUTCA C, + €'y, THe ¢, — 3TO 3HaYeHUe LeJIeBOi
dyHKIMM B U, a € — npeoOpa3oBaHHBIN BEKTOP KO3(DDUIEHTOB 1[eJIeBOM (QyHK-
I[UY B HOBBIX KOOPAWHATAX.

B pesysibTaTe MBI BepHYJICh K CJIy4alo, C KOTOPEIM yXe yMeeM paborats! Ha pu-
cyHke 7.13 omucaHHbIN aJTOPUTM MIpUMeHseTCsl K HallleMy [pUMepy.

Tenepb cuUMILJIEKC-MeTOA MOJIHOCTBIO onucaH. OH NepexoauT OT BepIIMHBI K
cocefiHell BeplllHe, OCTaHABJIMBasACh, KOTJa JajbHelllllee yBe/lueHHe IeJleBoil
(dyHKIMY HEBO3MOXHO, TO ecTh Korja Bce K03(hdUIeHTH e€ BEIpaXXeH!s B HO-
BBIX KOOpAMHAaTaxX MeHblle 1y paBHH 0. Kak Mbl yke TOBOpHJI, BEPIINHA C 3TUM
CBOWICTBOM JAET riiobabHbIN onTUMyM. [Toka Tekylas BepIiriHa He SBJIAeTCS Jio-
KaJIbHO ONTHMMaJIbHOM, e€ JIoKajlbHasA CUCTeMa KOOpAMHAT BKJIOYaeT HEKOTOpoe
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Puc. 7.13. IIpumep paboTBl CUMILJIIEKC-METO/A.

VicxomHas JMHeHas IporpamMma:
2x, + 5x, — max
2x]—x, <4
X1 +2x,<9
—X1+x,<3
X1 =0
X520

@®EEO

Texywan eepwuna: {(#), &} (Hauaso KOOPAWUHAT).
BHaueHue yeegoli gyHxyuu: 0.

Illaz: yBEJMYUTD Xo.
(5 nepecTtaéT OBITH PaBEHCTBOM, (3) oOpaljaeTcs B
paBeHCTBO. OCTaHOBUTLCSA IIPU X5 = 3.

JlokaspHble koopuHATHL: {(@), ®}:

Y1=x1, Y2=3+x1—X

INepenucaHHas JMHelHas IporpamMMa
B KoopauHaTax (¥, ¥):

15+ 7y; — 5y, — max

Y1ty <7

3y1 =2y, <3

Y220

y120

=Y1+Yy2s3

(ONONCRORC)

Texywasn eepwuna: {3, @}
3HaueHue yesnesotll gyHkyuu: 15.

Illae: yBeJMYUTD Y.
(@ mepecTaéT GBITH PAaBEHCTBOM, (2) oOparnjaercs B
paBeHCTBO. OCTaHOBUTLCA IIpU Y1 = 1.

JlokasmHble KOOpUHATH: {(2), 3)}:

2 =3=3y1+2ys, Z=Y>

JluHelHasA nporpamMma B KOOpAWHATaX
(21, 25):

22— %zl - %zz — max

—%zl+gZZS6
2120
2,20

1 2
gzl - 522 <1

Ta+ 1 <4

@ ® e e

Texywan gepwuna: {2, @}.
3HayeHue yeegoli gynkyuu: 22.

Texywan eepuwiuHa onmumamHa: Bee ¢; < 0.

Hmem kxoopAauHaTH Touku {(2), @} (B UCXOAHOI cucTeMe
koopauHar). IloslyyaeM onTUMasbHOE pellleHre
(x1, x2)=(1, 4).

1®, @)

YBEJIMYUTD Xy

{®, ®r

YBEJIUMTD Y, /

{®, G}

10, @F

{®, ®r

HarnpasJieHHe, 10 KOTOPOMY 1ieJieByl0 (PYHKLMIO MOXHO YJIyYIINTb, TaK YTO MBI
cIBUraemMmcsl B 5TOM HalpaBJjieHHH ([0 COOTBETCTBYIOIleMy peOpy MHOIOTpaHHU-
Ka), I0Ka He NONMaJEéM B COCEIHIOI0 BepIIUHY. B cujly mpeanoyioxeHns 0 HEBBIPOX-
JeHHOCTH (CM. CHOCKYy Ha c. 210), 5To pebpo uMeeT HeHyJIeBYIO JJIMHY, U I03TOMY
MBI yJlyulllaeM 3HaueHue neseBoil GyHkuuu. Takum obpa3om, Ipoliecc paHo WU
MO3[JHO JIOJDKEH OCTaHOBUThCA (BepIINH KOHEYHOe YHCJIO).
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7.6.3. ToukocTH

B cumnekc-meToie eCcTh pAM BaXKHBIX MOMEHTOB, KOTOPBIE MBI ellé He PacCMOT-
peym.

HavaspHas BepmmHa. Kak HaM HalTU BepIINHY, U3 KOTOPOH 3aIlycKaTh ayro-
pyuTM? B Hamuyx JBYMEpHBIX U TPEXMEPHBIX IIpMMepax MBI BCera HaurMHaM U3
HayaJjia KOOpAWHAT: 3Ta TOYKAa He TOJIbKO JieXkasia B 00J1acTy AOMYCTUMBIX 3Haue-
HUM, HO U ObLJIa e€ BepIIUHON. J[JI1 IPOM3BOJIbHOM JIMHEHHON IPOrpaMMEl 3TO He
rapaHTUPOBAHO: BOOOIIE rOBOPs, MBI 3apaHee He 3HAaeM HU OJHOU JOIYCTHMOH
Touky. Ho oka3pIBaeTcs, MOMCK TAKOUM TOYKU MOJXCHO CBecmu K HeKomopou JiuHeti-
Holl npoepamme, KOTOPYI0 MOXHO PEIIUTD C IOMOIIBIO TOTO e CUMILIeKC-MeToa!

YToOHl YBUETD, KaK 3TO AejlaeTcs, HAaYHEM C IPOM3BOJIbHOM JIMHENHOM Ipo-
rpaMMEbI B cTaHJapTHOM Brfie (cM. pasgeit 7.14):

c¢’x—min, rme Ax=b u x>0.

(MsI XOTUM HAMTH KaKoe-IMO0 pellleHre; Ha 3TOM JTalle BEKTOp € PO He Urpa-
eT.) MOXHO cuuTaTth, YTO BCE IPABhIE YaCTU YPABHEHUI HEOTPULIATEJIbHEI: eCJI
b; <0, To MBI IPOCTO YMHOXaeM 06e YacTH i-ro ypaBHeHUs Ha —1.

Janee MBI cyleyl0IUM 06pa3oM 3amnuchbiBaeM HOBYIO JIMHENHYI0 IIPOrPaMMYy:

+ BBOAMM M 8CNOMOcaAMeTbHbIX NEPEMEHHBLX 21, ..., Zyy = 0, TIe M — KOJIMYECTBO
ypaBHEHUIA.

* MombunupyeM ypaBHeHUs, 4006aBJAA 2; K JIEBOU YaCTH i-I'0 YpaBHEHUS.
+ LeneBoit QyHKIMEH 1y MUHUMU3AyUU OYIeT 2, + 2o + ... + 2.

111 5TO1 HOBO JIMHEHO IIPOI'PaMMBI JIETKO MOJIyYUTh JOMYCTUMYIO TOUKY —
IyCTh 2; = b; 11 BCeX i, a BCce pyTrye nepeMeHHbIe PAaBHBI HYJIO0. 3aTeM MOXHO
BOCII0JIb30BaThCA CUMILJIEKC-METOAOM, YTOOHI IIOJIyYUTh ONTHMAaJbHOE pelleHue.

Hwmerotcsa aBe BO3MOXHOCTU. Eci B 3TOM pellieHuU 3HayeHue z; + ... + 2, Hy-
JleBoe, TO BCe Z; — HyJIM, a 3HAUUT, ONTHMaJbHasA BeplIMHa [ HOBOM JIMHEHHON
NpOrpaMMBl ABJIAETCSA AOIMYCTUMON BEPUINHON MCXOAHOM JIMHENHON POrpaMMBL.
Mb1 MoxeM 3a0BITh PO 2; ¥ (HaKOHEeL-TO) 3aIlyCTUTh CUMILJIeKC-METO/ I UCXOL-
Ho# 3amaun!!

Ho ontuMasbHOe 3HaueHue 1esieBoi QyHKI[UY MOXEeT OKa3aTbCsA HeHYJIeBbIM.
UYto 5710 03HayaeT? MBI NbITa/MCh MUHUMHU3UPOBATh CYMMY Z;, HO CUMILJIEKC-Me-
TOZ YCTaHOBWJI, YTO OHA He MOXeT OBITh HyJIeBOHM. 3HAUWT, UCXO[HAs JMHeNHasA
IporpaMma HecoBMecTHa: el TpeOylTcs Kakue-TO HeHyJleBhle 2Z;, YTOObl CBeCTU
KOHIIBI ¢ KOHI[aMu. TeM camMBbIM MBI, UCIIOJIb30BaB CUMILIIEKC-MeTOl, 00HaPY XU
HECOBMECTHOCTb JIMHENHOU NPOrpaMMBL.

BripoxzieHue. Y MHOTOIDaHHUKA Ha PUCYHKe 7.12 BepiunHa B @blp0ojicdeHHaAs, TO
€CTh MPUHAJJIEXUT 6oJiee YeM TPEM I'PaHAM MHOTOTpaHHUKA (B JaHHOM Cjyvae

lTyT ecTh ellé ofHa TOHKOCTb: MMes JOMYCTUMYI0 TOUYKY, HaJl0 HaliTh BepumnHy. Vi3aMeHss 3Haue-
HHe KaKOH-TO U3 IepeMeHHBIX 0 TeX Iop, M0Ka OJHO U3 HepaBeHCTB He NPeBPaTUTCS B PaBEHCTBO,
MOJHO MOMAcTh Ha IPaHUIy 06JIACTU. 3aTeM MOXHO JBUraThCA MO IPAHU, COXPaHAA MOJIydyeHHOe pa-
BEHCTBO, [I0KA elljé OJHO HepaBEeHCTBO He 00paTUTCA B PaBEHCTBO, U Tak Aajiee. Mbl He OyzeM 00Cyx-
JaTh 3TO MOAPOOGHO.
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®, ®, ®, (). Anmrebpanuecku 3TO O3HAYAET, YTO U3 YETHIPEX IMJIOCKOCTEH, MTPOX0-
JALHAX Yepe3 3Ty BepIINHY, MOXHO OocTaBUTh HoObie TpU ({(2),3), @}, {(2,3),®)},
{2,®, nm {(3,3,’5}), 1 COOTBETCTBYIOL[as CHUCTeMa C TpeMsA ypaBHEHU-
AMUA OT TPEX HEM3BECTHBIX MMeeT eIUMHCTBEHHOEe pellleHle — Hally BepIIUHY
(0, 300, 100).

J11 cuMmnjiekc-MeToa 3TO cO34aéT NpobjieMbl: eCTeCTBEHHO 3a/1aBaTh BepIly-
Hy HabOpOM HepaBeHCTB, KOTOpble B Hell o0paliaiTcs B paBeHCTBa, a COCEJICTBO
MIOHMMAaTh KaK 3aMeHy OJHOI'0 U3 paBeHCTB Ha Apyroe. Ho B BEIpPOX JEHHOM CJIy-
yae Takoe 3a/jaHie yxe He OAHO3HA4YHO U COCEJICTBO yXe TaK IPOCTO He ONKChIBa-
ercs. Jlpyras BO3MOXHOCTh BEIPOX IeHIA — KOTia ABKEHHe 10 pe6py He MeHAeT
3HaUeHN 11eJieBoi QyHKIUY (UTO CO34aéT NOTeHINaIbHYI0 BO3MOXHOCTH 3allUK-
JMBaHUA).

OmuH u3 croco60B U30ABUTHCA OT 3TUX IPOOJEeM — IIPOU3BECTU LUegesieHUe
(perturbation): no6aBuTh k Kod3pPunreHTaM HeGOBIINE CIAYYallHO BBIOpaHHbBIE
yrcia. C MpakTAYeCKOM TOUKU 3peHUs 3TO He UTpaeT PO, TaK KaK M3MeHe-
HUA OYeHb MaJbl. 3aTO Terepb MOXHO OBITh YBEPEHHBIM, YTO BBIPOX AeHHEIX Bep-
IIMH He OyJeT — BEPOATHOCTb TOT'O, YTO IOCJIe CJIyyaiiHOro HieBesieHus CABUHY-
ThIe TJIOCKOCTU (2), (3), (3, (5) MO-TpexXHeMy IepeceKyTcs B OJHON TOYKe, paBHA
HYJIO.

HeorpanuueHHOCTb. B HEKOTOPHIX CJlyyasx JMHENHAas MporpaMMa He OrpaHu-
YyeHa B TOM CMBICJIe, UYTO IfejieBasd (QyHKI[UA MOXeT ObITh cAejlaHa MPOM3BOJIHLHO
60101 (1JI1 MaJIol, eyl peyb O 3afjaue MUHUMU3aIuu). B TakoM ciydae cum-
IJIeKC-MeTOJ] 3TO OOHAPYXUT cJieyloiuM obpazoM. Ha kax 0¥ urepaiuu ajro-
PUTM IMIBITAETCS YBEJMYUTh TeKylllee 3HaUeHMe LeJieBoM (QyHKIMY, YBeMunBasi
HEKOTOPOE X;, AJI1 KOTOPOT'O COOTBETCTBYIOLUEI KOI(PPUIIUEHT c; I[esleBOoil PyHK-
LU CTPOro NoJoxureseH. [Ipy 5TOM TO, HACKOJIBKO MOXHO YBEJIMUUTH X;, OIIpe-
JeJIIeTCs OCTABIIMMIICS OTPAaHUYEHUsMY. ECI e 3TU OrpaHuYeHrs He MeIan T
YBEJMYMBATH X; A0 OECKOHEYHOCTH, TO IjesieBasg GyHKIMA He orpaHuYeHa. B atom
cJlyyae CUMILJIEKC-MeTO[ OCTaHaBJIMBaeTCA U coodiiaeT 00 ommoke.

7.6.4. Bpemsa paboThI cuMILIeKC-MeTOAA

KakoBo Bpemsa pabOTH cHUMIJIEKC-MeToAa JJIA JIMHEITHOU MporpamMMbl 00IIero
BUA
c'x—>max, rmeAx<O0ux=0,

ecJI B Hell n mepeMeHHBIX U A COOEepXUT m orpaHuveHui-HepaBeHCTB? Tak Kak
3TO UTEPAaTUBHBIN aJlTOPUTM, KOTOPHIY MEPeXOUT OT BEPIIMHBI K BepIInHe, Oa-
BaliTe HAYHEM C OLleHKU BpeMeHHU pabOThl OOHON uTepaiuu. IIycTs u — Tekymas
BepmuHa. [1o onpejesieHU0, 3TO €AUHCTBEHHAS TOYKA, B KOTOPOU 1 OrpaHUYe-
HU-HepaBeHCTB obpalnaioTes B paBeHcTBa. Kax aas U3 coceTHUX € Hel BepIIvH
TakXe MCHOoJb3yeT n — 1 U3 3TUX HepaBeHCTB, TaK YTO U MOXET UMeTh He OoJiee
nm cocefieli: Hy>)XHO BHIOpaTh, Kakoe HepaBeHCTBO OTOPOCUTH, a KaKoe HOBOe JI0-
06aBUTh.

MoxxHO 651J10 OBI 11 KaXX/J0TO MOTEHINAJILHOTO coce/ia TPOBEPUTH, JIENCTBU-
TeJIbHO JIU OH SIBJIIETCS HEKOTOPOU BEPIIMHON MHOTOTPAaHHUKA, Y BBIYUCJIMTD 3HA-
yeHUe IesleBol QyHKI[UM. BTopoe HecsiokHO (cKassIpHOE Ipou3Be/ieHre TpedyeT
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n yMHOXEeHUI), HO MPOBepPKa TOTO, YTO Iepe]] HaMu AeMCTBUTEbHO BEpIINHA,
TpebyeT pellleHNs CUCTEMBI U3 N YPaBHEHUM C N HENM3BeCTHHIMU (COCTOSIIEN U3
HepaBeHCTB, 00paIaIIMXCA B pAaBEHCTBA) U IPOBEPKU JOIMYCTUMOCTU pe3ysbTa-
Ta. IIpu ucnosmw3oBaHuu MeTtofa I'aycca (cM. clieAyIOLIyI0 BPe3Ky) 3TO 3aHUMAaeT
spema O(n®), uTo naér Gosbinoe BpeMs paboTs: O(mn®) Ha omHy UTeparuo.

Metop I'aycca

YroObl HAUTH KOOPAUHATHI BEPIIUHBI, HAI0 PEIINTH CUCTEMY JIMHEHNHBIX YpaB-
HEeHUI. ITO MOXHO cAeJiaTh Memooom Iaycca. ITycTh JaHBI N JIMHEUHBIX ypaB-
HEHUI C N HEU3BEeCTHBIMHU, CKaXxeM Takue (n=4):

X1 _2X3 :2
Xy + X3 =3
X1+x2 _X4=4

XZ+3X3+X4:5

Ecnu npubasums Kk 00HOMY YpagHeHuto dpyzoe (B03MONCHO, € KAKUM-MO K03¢-
¢uyuermom), nosyuum 3K6UBATIEHMHYI0 cucmemy. [IpuGaBUM IepBoe ypaBHe-
HUe (YMHOXeHHOe Ha —1) K TpeTbeMy:

x1 _ZXB =p)
Xy + X3 =3
Xo+2X3 —X4=2
X2+3)C3+X4:5

KoadpdunpmeHT nogobpaH Tak, YTOOBI UCK/TEOYUMb NIEPEMEHHYIO X; U3 TpeTbe-
ro ypaBHeHUs (OCTaBUB TOJLKO OAHO ypaBHEHUe C Xx;). Ilosyuunsack cucreMa c
mpemA ypaBHEHUAMU U MpemsA HEU3BECTHBIMU X,, X3, X4 PEIIUB €€, MBI NOA-
CTaBUM pellleHNe B IepBOe ypaBHEHNE U HAUJEM X .

dyrxmmua GAUSS(E, X)
{Bxox: cucrema E us n ypasHemw# c n HemssecTmMZ X = {Xi, ..., X,},
i-e ypaBHeHHe €;: d;;X; + AjpXy+ ... +a;, X, =b;.}
{Bexoz: pelmeHwe CHCTEMbl, €CiM OHO CYWECTBYeT W EeIUHCTBEHHO. )
ecnu BCe KOSGOUIIMEHTH (;; PaBHb HYJIO:
BEPHYTb «CHCTEeMa HECOBMECTHAa WIHM JIMHEHHO 3aBHCHMAY»
ecru n=1: sBepuyTs b;/a4;
BHOpaTb KOS(UIMEHT (7 C HAMOONIBIMM AbCONOTHLM 3HAYCHHEM
NOMEHATb MeCTaMi ypaBHEHUH €] ¥ €,
mg 1 oT 2 mo n:
e;—e —(an/ann)-e
(9, .er X,) < GAUSS(E — {e;}, X — {x1})
xy = (by — D, aljxj)/all
j>1
BepHyTh (X7, ..., X,,)
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(Ms1 3a60THIMCA O TOM, YTOOBI KO3(PDUITHEHT, HA KOTOPBIE HYXXHO JeTh, ObLI
no6oJibIlle — fejieHre Ha MaJible YKcJia IPUBOAUT K OOJIbIIION MOTPElHOCTH. )

Mertop Taycca Beinoymser O(n?) apugmemuueckux onepayuti, ymeHbImas n
Ha 1; Bcero 6yner O(n®) omeparuii. Ho omepanuy 3T IPOBOJATCS C PaIHoO-
HaJIbHBIMU YKCJIAMU, YUCJMTEM U 3HaMeHaTe M KOTOPhIX MOT'YT PacTy II0 XO-
Ay AeJia, Tak 4TO 1A YeCTHOH OLleHKH BpeMeHU paOOoTHl HaJo OBl emlé OLeHUTh
OUTOBBIN pa3Mep BO3HHUKAMIUX YKCeJ. DTO MOXHO CHejaTh, HO B TaKue IO-
ApOOHOCTU MBI BXOAUTH He OyZeM.

K cYacTbio, MOXHO YMEHbIIUTh MHOXUTEH mn* 0 mn, TeM caMbIM c/iesiaB
CUMILJIEKC-METO[ MPUMEHNUMBIM Ha MpaKTHKe. BCIOMHMM, YTO MBI IJI1 KaxJOn
BEPLIMHBI NIepeNrChBal CUCTEMY B JIOKaJIbHBIX KOOpAuHaTtax (pasges 7.6.2) u
YTO Ha KaXX[IOM Il1are MeHsAeTCcA TOJIbKO OfHA U3 3TUX KOOpuHaT. B pesysmbrare Ha
KaXxxJI0M UTeparyy pacxopl 10 MePenrUChBaHUI0 TMHENHON MTPOrpaMMbl B HOBBIX
JIOKaJIbHBIX KOOPAMHATAX COCTABJHAT Beero jmib O((m + n)n).

Bribupas cocesia ¢ JIyIIINM 3HaYEeHUEM I[eJieBOI QyHKI[HY, BCIOMHUM, YTO Ife-
JeBas QyHKIUA UMeeT (B JOKaJIbHBIX KOOpAWHATaX) BUf ¢, + € -y, rae ¢, — 3Ha-
yeHMe [esieBol QyHKIMY B U. DTO cpasy omnpezesAeT NepCleKTUBHOe HalpasJie-
HUe [lepexoja: Mbl BEIOMpaeM IIpor3BosbHOe ¢; > 0 (ec/i Takoro HeT, TO TeKylas
BepIIVHA ONTUMaJbHasA, U CUMILJIEKC-MeTO[ OCTaHaBJMBaeTcsA). OnpeniesmTh, Ha
CKOJIbKO MOXXHO YBEJIMUUTD Y;, TOXE JIeTKO, TaK KaK HEPaBEHCTBA yXe Iepernuca-
HBI B JIOKJIbHBIX KOOPJMHATAX, M OCTAETCA pa3pelInuTh UX OTHOCUTEJBHO Y;. Tak
MBI JIM00 HaXO0AUM CJIeAYIOLIYI0 TOUKY, 60 (ec/m MoxeM yBeJIMuuBaTh y; 6ecko-
HEYHO) y3HAéM, YTO JIMHENHAsA MMporpaMMa He OrpaHrveHa.

UTak, BpeMst paboThl OJJHOI UTepaluy cuMILiekc-MeTona — Bcero O(mn). Ho
CKOJIbKO BCEero MokeT OBITh MTepaiuii? fIcHO, 4To UX He MOXeT ObIThb OoJiblle,
YeM BEPLINH, KOTOPBIX He Gosbiie C;' . . HO 5Ta BepXHsisl OLleHKa SKCIIOHEHIUATIb-
Ha 1o n. CyllecTByIOT IIpUMephl JITHEMHBIX IporpaMM, I KOTOPhIX CUMILIeKC-
MeTOJ| IefiCTBUTEJIbHO IIPOU3BOAUT SKCIIOHEHI[aIbHOe YMCJIo uTepauuii. Jpyru-
MU CJIOBAMH, CLUMITEKC-Memod AGIiemcs 3KCNOHeHYUWTbHBIM no gpemeHu. OHa-
KO IIOJJOOHBIE SKCIIOHEHI[MabHbIe IPUMePHl IPaKTUYeCKHU He BCTPeqaroTCs, U 3TO
JleJlaeT CUMILIeKC-METO/ ITOJIe3HBIM Ha IIPAKTUKe aJIOPUTMOM.

7.7. DIWJIOI: BhIYMCJIEHVE 3HAYEeHUSA CXEMBbI

M5l yxe BUIE/M, YTO MHOTHE 33aJa4M CBOJATCA K 3a/iaue JIMHEHHOT0 MporpaMMu-
poBanwus. Ceiiyac MbI MTOATBEPIUM 3TO, MTOKAa3aB, YTO B HEKOTOPOM CMEICTIE BCE
3a7ja4y, paspelnrMbie 3a MOJMHOMHUAJIBHOE BPEMS, CBOISTCS K 3a/[a4Ye JIMHENHOTO
MPOrpaMMHPOBaHUA.

PaccMoTpuM 1A Havajia OOHY U3 Takux (paspelnMbiX 3a MOJMHOMUABLHOE
BpeMs1) 3amau. [IycTs HaMm faHa 6)y1eda cxeMa, TO €CTh al[UKJIAYECKUI OPUEHTUPO-
BaHHBIH Tpad, cocToAMi 13 QYHKIIMOHABHBIX 3JIEMEHTOB CJIEAYIOTHUX TUIOB.

* BxoOHble 371eMeHmMbl UMEIOT HYJIEBYIO BXOALIYIO CTEMEeHb 1 3HAYEHE true WU
false.
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+ DnemeHTH AND u OR nMeT BXOOAMIYIO CTENEeHb 2.
+ OnemeHT NOT nmMmeeT BXOOAIIYIO CTENEHD 1.

KpoMe Toro, o[jiH 13 3JIEMEHTOB 0003HaU€eH KaK GbLX00.

BBIXO/I

e

[Tpumep OyneBoii cxeMbl NIPHBEAEH HA PUCYHKe. 3a/iaua COCTOUT B BBIYHCJIEHUU
3HaYeHMA CXeMBI: YTo Oy[eT Ha BBIXOJe IIPU JaHHBIX 3HaueHUAX Ha Bxodax? (Ilpu
BBIYMCJIEHUH HAZI0 OOXOUTD JIEMEHTHI B IMOPSAKE TOMOJIOTUYECKON COPTUPOBKH
V1 BBIIIOJIHATH YKa3aHHbIe OyJIeBHl Ollepalyu i yKe N3BECTHBIX BXOJOB.)

EcTb o4eHb IIPOCTOI €cIIOCOO CBECTU 3TY 3aJauy K JITHEHHOMY IpOrpaMMHUpO-
BaHum.! 3aBenEM nepeMeHHyI0 X g JIA KQXKJIOT0 DJIEMEHTA g, HAJIOKUB OTPaHNYe-
Hus 0 < x, < 1. J/IoGaBUM AOTIOJIHUTEJIbHBIE OTPAHUYEHVIS [T DJIEMEHTOB KaX J10-
ro THHa:

3JIeMeHT g g g g g
N\ ngé @ é @
Xg Z Xp Xg S Xp Xg=1—x,
Xg Z Xy Xg S Xy
xg$xh+xh/ xg>xh+xh/—1

1370 yTBEpX AEHIe BHIITHUT GeccomepkaTebHBIM, MOCKOJbKY 3Ta 3a/a4a caMa pasperrMa 3a
MOJIMHOMUAJIbHOE BpeMsi, TaK 4TO U JMHEHHOe MporpaMMUpoBaHue He HyxHO. Ha camoM fiesie B 3TOM
pasfesie peub UAET O Goslee OrpaHUYEHHOM BHJE CBOJUMOCTH, KOT/Ja MaMATh CBOJAIIETO aJTOPUTMa
sorapudmMuyecky orpanndeHa. Mol He GyzemM 06CyX JaTh 3TO MOJPOOHO, OrPAaHUYHUBIIKCH OMMCAHUEM
KOHKPETHOTO CBEAEHUS.
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JluHeiiHOEe IPOrpaMMHPOBaHHE 32 TOJITHOMHAJIbHOE BPeMs

CuMILIeKc-MeTol He ABJEIETCA MOJMHOMUAbHEIM (BpeMs paboThl He OrpaHu-
YeHO IOJMTHOMOM OT pa3Mepa Bxoza). i1 HEKOTOPBIX JMHENHBIX IPOrPaMM OH
00X0IUT SKCIIOHEHI[aJIbHO MHOT'O BEPIINH, XOTA Ha IIPaKTUKe TaKoe CJIly4yaeTcs
penxo. [losroe BpeMs JIMHeHOe IporpaMMUpOBaHKe CIUTaJIoCh apaJoKcab-
HOU 33Jjaueli, KoTopas pelaeTcs OBICTPO Ha MPaKTHKe, HO HE B TEOPUN.

OpmHako B 1979 rogy MoJiofio cCOBeTCKMI MaTeMaTuk JleoHua XauusaH AOKa-
3aJI, YTO HEKOTOPHIN JIPyroi ajrOpUTM pelleHUs 3a7a4 JMHEHHOro Mporpam-
MHPOBAHUsI, HA3bIBAEMBIN MeMo00M JUTUNCOUO0B, PEIIAET 00y 3amady Jv-
HELHOro NporpaMMIpOBaHUA 3a [TOJMHOMUAJIbHOe BpeMs:A. BmecTo Toro 4ToGn!
HCKaTh pellleHue, epexois OoT OAHOIO yrja MHOTOIpaHHUKA K APYroMy, ajro-
pUTM XauKsHA 3aKJI0YaeT pelleHre BO BCE MeHbIINe 3JUMIICOM b (CIUToLeH-
Hble MHOTOMepHEbIe Imapsl). Cam 1o ce6e MeTOZ [OBOJIbHO IPOCT, HO J0Ka3a-
TeJIbCTBO ero KOPPeKTHOCTH cJiokHoe. ITyOimKkanus 3Toro ajropurMa, Kak u
(MHOrO paHblile) 3aIycK IepBOro CIyTHHKA, cTaja 3(Pp(eKTHBIM AOCTUKEHNEM,
B pasrap XOJIOAHOM BONMHBI 00eCIIOKOMBIIMM aMepHKaHCKHe BJIACTH BO3MOX-
HBIM oTcTaBaHueM oT CCCP. Ha mpakTHke MeTOAd 3JUMIICOMJOB Tak U He 3a-
MEHWJI CUMILJIEKC-MEeTO/l, HeCMOTPsI Ha CBOE TeopeTUYecKoe 3HaueHue. BhImiio
elfé OoJlee mapaJiokcasJbHO: A 3aJaull JIMHEIHOr0 MPOrpaMMHUPOBAHUSA €CTh
aBa 3¢ GheKTUBHBIX aJTOPUTMA, HO OAUH 3(¢EKTHBEH TOJHKO TEOPETUYECKH, a
JpPYTro¥ — TOJIbKO PaKTUYECKHU.

Heckosmko set crycts Haperapa Kapmapkap (Narendra Karmarkar), acnu-
PaHT yHuBepcuTeTa bepkym, NpuayMasl COBEpIIEHHO APYryl0 HAelo, KoTopas
IIpHBeJia K elfé oaHoMY (ZIokasyeMo) MOJMHOMUAJIbHOMY aJTOPUTMY IJIA 3a/1a-
Yl JMHENWHOro IporpaMMupoBanus. AjroputM Kapmapkapa r3BecTeH Kak me-
mod GHympeHHell MoOYKU, IOTOMY 9TO OH [BIIXXETCS K ONTHUMyMY He OT OOHOM
BEPILUHBI K Apyro# (mo pédpam), Kak 3TO JeJlaeT CUMILJIEKC-METO/I, a Pa3yMHO
«cpe3as» IyTb BHyTpA MHOrorpaHHuKa. Y oH Taky NpakTUYecKy MoJie3eH.

Ho, B0O3MOXXHO, HauOOJBIINM AOCTI)KEHUEM OKa3aJCh HE TEOpeTUYeCKUH
IIpOpHIB XauunsHa M He HOBHIM nomxof Kapmapkapa camu no cebe, a BO3HUK-
1iee COpeBHOBaHNE MeX Iy CUMILJIEKC-METOJJOM 1 MeTOAOM BHYTpeHHEl TOUKY,
B pe3yJbTaTe KOTOPOro MOSABUJIMCh OYeHb OBICTphble aJTOPUTMBI [IA 3a4a4 Jii-
HENMHOro MPOrpaMMHUPOBaHUS.

OTH OrpaHHWYeHUs BBIHYX/JAIOT BCE 5JIEMEHTHl NIpUHUMATh IIpaBUJIbHBIE 3Haue-
HuA — 0 A false u 1 A true. HaMm He HYy>KHO HUYero MakCUMU3UPOBATh WU
MMHUMU3HUPOBATh, ¥ MBI MOXXeM IIPOYMTATh OTBET B [IepeMeHHOH X, COOTBeT-
CTBYIOIIIEl BBIXOJHOMY 3JIEeMeHTY.

B 4ém mHTepec 3aa4v O BBHIYMCJIEHNU 3Ha4yeHUs cxeMbl? OHa B HEKOTOPOM
CMEICJIe ABJBIeTCA Haubostee obuyetl 3adauetl cpedu Gcex peuraemblx 3a NOJUHOMU-
aHOoe gpems! DTO MOXHO OOBACHUTDH MPUMEPHO TakK: B KOHEUHOM CUETe BCAKUU
aJTOPUTM HCIOJHAETCA KOMIBIOTEPOM, a KOMITBIOTEP IO CyI[€CTBY IPEACTaBJEIET
coboii OyneBy cxemy. [IpaBfa, omMH U TOT XXe OUT B MaMATU KOMIIbIoTepa IocJle-
JoBaTeJIbHO MPUHUMAET pasHble 3HaueHus. C yuéToMm 3Toro paboTy KOMIIbIoTepa
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MOXHO TpeJICTaBUTh B BHUJle OYJIeBOUM CXEMBI, COCTOAIEN M3 HECKOJIbKUX KOIMUHN
CXeMBI KOMIIBIOTEPA, IO OFHON Ha eAUHUIY BPEMEHHU, TaK YTO 3HAUEHUS dJIeMeH-
TOB OJJHOT'O YPOBHA CTAHOBATCS BXOJAMU CJieyiolero ypoBHs. Ecm Bpems pabo-
THI aJTOPUTMA MOJMHOMHAJIBHO, TO ¥ MOJIEJIMPYIOIIasl ero cxeMa UMeeT MOJIMHO-
MHaJbHBIA pa3mep. TakuM o6pa3oM, CBOAUMOCTD 3a/la9¥ BRIYMCJIEHUS 3HAYEHUS
CXeMBbI K JIMTHETHOMY MPOrPaMMHUPOBAHUI0 TOBOPUT O TOM, UTO 8ce 3a0aiu, Komo-
Pble MOJNCHO Peuums 3a NOJTUHOMUWTbHOE GPeMs, Makdice CB0OAMCA K JIUHElIHOMY
npozpammupodaHuo!

B criegyronux paszesiax, ropopsi 0 NP-IoHOTe, Mbl YBUHUM, YTO MHOTHE CJTOMNC-
Hble 3a/1a4M aHAJIOTUYHBIM 00pa30M CBOJATCA K YeJI0YUCTIEHHOMY NpO2paMmUpo-
BaHUl0 — 33/jaYe, KOTOpas Ha BUJ] OUYeHb MOX0Xa Ha JIMTHEMHOe IMPOrpaMMHUPOBa-
HUe (TOJIbKO BCe IIeEpeMeHHBIE I1eJibie), HO ropa3fo CJIOXHee.

Emeé oauH Bolpoc HAamocJeoK: 4TO elllé HaoMUHaeT HaM 3ajada BHIYMCIIe-
HUA 6yneBoil cxemMbl? CxeMa —3TO OPHEHTUPOBAHHBIN anukmyeckuil rpad. Ka-
KO elllé aJTOpUTMUYECKHUIT TIOJX0M O0JIbIlle BCEro MOAXOAUT IJIA PElleHUs 3a1a4 C
OpUEeHTHPOBaHHBIMU al[UKJIT4ecKuMU rpadamu? J[uHaMuueckoe IporpaMMUpO-
BaHMe, KOHeYHO. He 3a0bIBaliTe Mpo [iBa 3TUX BaXHBIX MeTo/1a!

YnpaxxueHnus

7.1. PaccMoTpuM CJleAyIOIIYI0 JIMHENHY0 ITPOorpaMMy:

5x + 3y — max
S5x -2y =0
x+y<7

< R =
VWV /A
©c o w

Hapucyiite nomycTrMyio 06J1acTh M OIpeJe/Te ONTUMAJbHOE PelleHue.

7.2. Jlebey BeIpaliuBalOT B 3amatose U J[pIpsABUHE, a eqaT B Pasytose u Heypo-
’kabike. 3amyiIaToOBO IPOU3BOAUT 15 BO30B Jiebenpl, a JlpipsaBuHO — 8. B Pa3syrose
cvematoT 10 Bo30B, B Heypoxatike — 13. JlocTaBka 0JJHOT'O BO3a CTOUT 4 aJIThIHa
n3 JlpipsABrHa B PaszytoBo, 1 anreiH u3 JpipsasruHa B Heyporkaliky, 2 aarsiHa U3 3a-
miaToBa B PasyToBo u 3 ayreiHa u3 3ansiaToBa B Heypoxaliky.

Hanumure uHeHYI0 MporpamMmy, KOTopas onpeJiesisieT IJIaH MOCTaBoK (Juc-
JI0 BO30B He 00513aHO OBITH 11eJIbIM) C MUHUMAaJIbHOY CyMMapHOU CTOUMOCTBIO J0-
CTaBKMU.

7.3. I'py30Boii camoJIET MOXeT IepeBo3uTh He 60siee 100 TOHH rpy3a o0bEMOM He
6osiee 60 KyOrUueckux MeTpoB. [ epeBO3KU eCTh TPU MaTepHrala.
* Marepuas 1 nMeeT IJIOTHOCTh 2 TOHHBI Ha KyOUUeCKUil MeTp, BCETO JOCTYITHO
40 xKyOuueckux MeTpoB, Aoxod— 1000 py0. 3a KyOuueckuil MeTp.
+ Marepuas 2 umeeT IJIOTHOCTb B 1 TOHHY Ha KyOHU4YecKHil MeTp, BCero 0CTyII-
Ho 30 kyOnueckux MeTpoB, foxod— 1200 py0. 3a kyOuueckuil MetTp.
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* MarepuaJ 3 nMeeT IJIOTHOCTh 3 TOHHBI HA KyOUY€eCKUI1 MeTp, BCETO AOCTYITHO
20 kybuuyeckux MeTpoB, foxod— 12000 py6. 3a KyOHuuecKuii MeTp.

Hanumure ymHeliHy0 TporpaMMy, KOTopas ONTUMU3UPYET JOXO/ IIPU UMEOIIUX-
€Sl OTpaHUYeHUAX.

7.4. BydeTuunk pemiaet, CKOJIbKO «KJIACCUYECKOr'0» U «KPENKOro» M1Ba 3aKynaTth B
Mecsl. Knaccuyeckoe muBo 00X0AUTCS €My IO JiecsTh pyOJiell 3a JUTP, a IPOJaéT
OH ero IIo ABaAuaTth pybJieli 3a -mTp. Kpenkoe nrBo 00XoAuTCA eMy B IATHAALATh
py0Jieii 3a TP, a MpoJaéTcA no TpualaTs. OgHAKO MOCTABIIUK KalpU3HUYaeT U
NpoAAET JMTP KPENKOro TOJBKO BMeCTe C IBYMsA JMTpPaMM KJIACCUYeCKOro B Ha-
TPy3Ky, U K TOMy Xe [IoYueMy-TO OTKa3blBaeTcA NpogaBath Oosmiie 3000 ymTpoB
(Bcero) B mecsn. Kak nmefictBoBaTh OydeTunKy ¢ Haubosbieil Borofoi? (Packy-
AT B Jto60M cily4ae Bc€.) CocTaBbTe JIMHEHHYI0 IIPOrpaMMy U peluTe eé reoMeT-
pUYecKu.

7.5. Kommnauusa «besblil KJbIK» IpejlaraeT ABa Buja eapl A1 cobak: «bop3oii mie-
HOK» U «['OHUYMe IIChl», CAeJIAHHBIE U3 CMeCcU Kamu U msAca. Ha maker «bop3oro
I[eHKa» yXOoOuT 1 KujiorpaMm Kamu 1 1,5 KujorpaMma Msca; OH NMPOJAETCcA 3a
70 py6reii. Ilaketr «[OHYMX TCOB» HCHOb3yeT 2 KWJorpamMMa Kamu M 1 KuJo-
rpaMm Msica 1 rpopaaércs 3a 60 py6Jieii. Kama ctout 10 py0GJieli 3a Kusiorpamm, a
msAco crout 20 pyOJieit 3a kuyiorpaMM. [Ipou3BoicTBeHHBIE pacxodpl: 14 pyOJeii
Ha nakeT «bop3oro meHka» 1 6 pyOsiel Ha makeT «[OHUMX [ICOB». Bcero B MecAry
MOXHO NOJIy4uThb A0 240 ToHH kamu 1 180 ToHH msca. ITokynaioT Bcé nponsse-
nénHoe. Ha mpou3BOACTBE eCTh «y3K0e MeCTO» — 3a MecAl pabprka MoXeT yIako-
BaTh TosbKO 110000 mayek «bop3oro meHka». EcTeCTBeHHO, pyKOBOZCTBO XeJlaeT
MaKCUMU3HUPOBATh JIOXOL,

(a) ChopmysmipyiiTe 3ajauy B BUe JIMHENHOW MPOrpaMMBbI C IByMs llepeMeH-
HBIMU.

(b) M306pa3uTe MHOXECTBO AOMYCTUMBIX pelleHHUi, 3aMUIIuTe KOOPUHATHI
KaX<JI0M BEepIINHBI U OTMEThTE BEPIINHY ¢ MAKCUMyMOM JI0X0fa. YeMy paBeH 3TOT
MaKCUMyM?

7.6. I[IpuBequTe npuMep JMHENHOI IPOrpaMMEbl C AByMsA IepeMeHHbIMU, Y KOTO-
poi 06J1acTh JOMYCTUMBIX 3HaUeHUI OecKOHevYHa, HO MMeeTCs ONTUMaJbHoe pe-
nieHve (C KOHeYHBIM 3HauYeHUeM IieJieBoH QyHKLNUN).

7.7. YkaxuTe BCe IMaphl BeIeCTBEHHBIX YKCeN d, b, IPU KOTOPHIX JIHEHAsA MPO-
rpaMma
X + y — max
ax+by<1
x,y=0

(a) HecoBMecCTHa;
(b) He orpanuueHa;

(c) umeet €JMHCTBEHHOE ONITHMAaJIbHOE pElIeHNE.
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7.8. [laHbl ciefyroliyie TOYKY Ha MJIOCKOCTH:
(1,3), (2,5), (3,7), (5,11), (7,14), (8,15), (10,19).

BaMm HyXHO HalTH NpsAMYI0 ax + by = ¢, KOTopas IpUGM3UTEBHO IPOXOIUT de-
pe3 9Tu Touku (HUKakas npsiMasd B TOYHOCTHU He nopoiaer). Hanumure jmiHei-
HyI0 IIporpamMMy (pemaTh eé He Hy’KHO) I ITorcKa IpAMOM, MUHUMM3UPYIOIIen
MakcumamwHoe abco/nomuoe omxJioHeHue (maximum absolute error)

max |ax; + by; —c|.

1<i<7

7.9. 3apaya keadpamuiHoe0 NPOcPaMMUPOBAHUA COCTOUT B MAaKCUMU3aI[UN KBal-
paTUYHOM IesieBOl PyHKIMH (C YleHaMU BpoJe 3xf WM 5X,X5) ¢ yiéToM Habo-
pa JMHEeHNHBIX orpaHUYeHU Ha nepeMeHHbIe. [IpuBeuTe IpuMep Takoi 3a/auu
C OByMs IEPeMEeHHBIMU X, X, U1 KOTOPOH NomycTuMas o6JacTh 3HAaYEHUH Ie-
PEMEHHBIX HellyCTa 1 OrpaHNYeHa, HO HUKAaKKe BEPUIMHEI 3TOH 00JIaCTU He OITH-

MH3UPYIOT (KBaJApaTUYHYI0) 1eJieByI0 (QyHKIIHIO.

7.10. [{71a cieqyronieli ceTu ¢ yKa3aHHBIMU IIPOIYCKHBIMU CIIOCOOHOCTAMU pEbep
HaWlMTe MaKCUMaJIbHBIN OTOK U3 S B T, a TaK’Ke COOTBETCTBYIOLIUEI pa3pes.

7.11. PaccMOTpUM TaKylo 3aJiaqy JIMHENHOro IpOrpaMMHUpOBaHUA:

X + y — max
2x+y<3
x+3y

X,y

/

A\VAR/AN

5
0
Kakas 3azjaua 6yzieT K Heil ABOMCTBeHHOI? HaiimuiTe onTiMabHble pellleHns IJid
psAMOM U AJ11 ABOMCTBEHHOU 3a/iay.

7.12. [l JMHEeHON IporpamMMbl

JIOKaXXUTe, 4To pelrenue (x;, X5, x3) =(3/2, 1/2, 0) onTuMabHO.
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7.13. Opjianka. B 3Toii urpe ¢ ByMs y4yacTHHKaMU OAWH K3 UTPOKOB 3aXUMaeT
pyOJIEBYI0 MOHETY B KyJIaK OpPJIOM WJIM Pellkoil BBepX, a BTOPOM IbITaeTcs OTra-
JlaTh, OpéJ1 cBepxy WM pemka. Ecim otrajas, oH 3abupaeT MOHeTY, a ecJid HeT —
1atuT pyoss mrpada.

(a) IIpencraBbTe IJIATEXU B BUJIe MaTPUIbl pa3Mepa 2 X 2.

(b) KakoBa 1ieHa 3TOI UTPBl U KAKOBHI ONMTUMAaJIbHBIE CTPATETMH AJI1 KaXK I0TO
W3 UTPOKOB?

7.14. /IBa KOHKYpUPYIOIIUX OPOU3BOAUTENIA NULLE, ToHN 1 JDKOHHU, MJIAHUPY-
0T CO crieflyrolllel HefieJ pa3Hble HOBIIecTBa. JPKOHHU NpeAnosaraeT Jmoo Imo-
HU3WUTD LIeHBl, MO0 yBeJMYNUTh nopnun. Y ToHM eCTh TpYU BapuaHTa: HayaTh BhI-
IycKaTh MULIY JIy4lllero KauecTBa, IOCTaBUTh CTOJMKY Ha yJMIle WM IpejiaraTh
rasupoBky OecrniaTHO. KoMOMHAaNMY 3TUX BapUaHTOB NPUBEYT K TAKUM pe3yJb-
TaTaM (ykasaH BBIUTPHI JPKOHHY, paBHBIL YOBITKY ToHN):

ToHU
| KasectBo Crommku  T'asuposka
TIKOHHM Huskue 11eHb1 +2 0 -3
Bosmine nopuun -1 -2 +1

KakoBa 1ieHa 5TOi UTr'phl ¥ KAKOBHI ONITUMaJIbHbIE CTPATEruy AJIA UTPOKOB?
7.15. Hatijute 11eHy WUrpHl, 3aJaHHON CJieAy0Ilell MaTpUIlel IJaTexXer:
0 0o -1 -1
0 1 -2 -1
-1 -1 1 1
-1 0 0 1
1 -2 0 -3
1 -1 -1 -1
0 -3 2 -1
0 -2 1 -1

(TTomckaska: paccMoTpuTe cMelnanHbie crpareruu (1/3,0,0,1/2,1/6,0,0,0) u
(2/3,0,0,1/3).)

7.16. B canat Bxomat (1) moMumopsl, (2) camaT-jatyk, (3) mnuHat, (4) MOPKOBB,
(5) macuo. Kax aast mopuus cajiata JIOJDKHa cofepxarhb (A) mo kpatiHeil Mepe 15 T
6esikoB, (B) He meHee 2 T u He 6osiee 6 T xupoB, (C) o kpaliHel Mepe 4 T yrJe-
BOJI0B, (D) He 6osiee 100 mr Hatpusa. CofepxaHue 3TUX BemlecTB (B pacuére Ha
100 r mpoaykTa) npuBeneHo B Tabymile. Kpome Toro, (E) Bam caiat He JOJDKeH
coziepxxaTh 6osbiie 50% 3eneHu (canaTa-jaTyka U MINUHATA) OT 001[eil MacChl.

SHepr. LIeHHOCTh OeJsiku JKUPHI YIJIEBOABL HaTpui
HHTpeAeRt (Kxan) ® ® ® (ur)
TIOMUJIOPBI 21 0,85 0,33 4,64 9,00
caJlaT-JaTykK 16 1,62 0,20 2,37 8,00
MITAHAT 371 12,78 1,58 74,69 7,00
MOPKOBb 346 8,39 1,39 80,70 508,20
MacJio 884 0,00 100,00 0,00 0,00
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Hatiuite B MHTepHeTe porpaMMmy I pellleHUs 3a/jad JMHeHHOro Iporpam-
MMPOBaHUA U UCIOJb3yHTe €€, yTOObl HaliTh BapuaHT C HAMMEeHbIINM KOJIT4ecT-
BOM KaJIOpWil NIpY 3aJJaHHBIX orpaHrYeHnuAaX. OObACHUTe, KaK BBl COCTaBJIAJM JIU-
HEHHYI0 IporpaMMy U KaKOBO ONITHMAaJIbHOE pelleHre (KOJMIEeCTBO KaxX JOro NH-
rpefreHTa U 3HaYeHVe KaJOpUHHOCTH). YKaXXUTe KUCII0/Ib30BaHHbIE HCTOYHUKHU.

7.17. PaccmoTpuTte cieAyIONIylo ceTh (4rcia 0603HavYaT IPOITyCKHEIE CIIOCOOHO-
ctu pédep).

(a) Hatigute MakcuMaJibHBIH TOTOK f Y MUHUMAJIbHBIN pa3pes.

(b) U306pa3ute ocTaTouHyio ceth G/ (BMecTe ¢ MPOMYCKHBIMU CIOCOGHOCTA-
MU ero pébep). Ha 3Tol ocTaTo4uHOI ceTU OTMEThTe BepIUIMHEL, JOCTIKUMEIE U3 S,
Y BEpIINHKI, U3 KOTOPHIX AOoCTHARMUMA T .

(c) Pe6po cetu HaswiBaeTcsa y3kum mecmom (bottleneck edge), ecm yBemiue-
HIE ero MPOIMYCKHON CTOCOOHOCTU IPUBOJUT K YBEJITUEHUI0 MaKCUMAaJIbHOTO I0-
Toka. [lepeunc/mTe Bee y3KHe MeCTa IJisl CETU BHIIIIE.

(d) IpuBeaute mpocToii mpuMep (He GoJIbIlle YeTHIPEX BEPIIMH) ceTu 6e3 y3-
KHX MeCT.

(e) IIpuBeauTte 3(pPeKTHUBHBIN AJTOPUTM IOHCKA BCEX Y3KMX MECT B CETH.
(ITopgckazka: HAYHUTE C 3arycka OOBIYHOTO aJIOpUTMA IOHCKA MaKCUMAaJIbHOTO
[I0TOKA, a 3aTeM HccilelyliTe OCTaTOYHYIO CETh.)

7.18. M3BecTHO MHOr0O Bapuanuil 3afjauyi 0 MakCMaJlbHOM IIOTOKe. BOT ueTkipe
13 HUX.

(a) VilmeeTcs HECKOJIBKO HCTOKOB M HECKOJIbKO CTOKOB, M HaM HYXHO MaKcu-
MU3UPOBATh OGIIMI MOTOK M3 BCEX MICTOKOB BO BCE CTOKM.

(b) Kaxnas gepwuHa Takxe MMeET MPOITYCKHYI0 CIIOCOOHOCTh — MaKCHUMAaJIb-
HBIU IOTOK, KOTOPHI MOXET B HE€ BXOUTb.

(¢) Kaxmoe pe6po MeeT He TOJIbKO IMPOMYCKHYI0 CIIOCOOHOCTD, HO U HUMCHIO)
OyeHKY Ha MIPOXOJAIINIT Yepe3 Hero MOTOK.

(d) UcxopAmuii MOTOK U3 KaXXIOU BEPLIMHEI U HE COBIAAAET C BXOLALIMM, a
MOJIyYaeTcs U3 Hero yMHoxeHueM Ha (1 — g,), rae &, — K0dhPULIUEHT oTePh 1
BEPIIVHEI U.

VYkaxwure 3pdeKTHBHBIE aJTOPUTMEBI A 3TUX 3a7a4, cBeada (a) u (b) k o6b14-
HOW 3aJlaye 0 MaKCUMaJIbHOM ITOTOKE, a (c) u (d) — k 3ajaue JIMHENHOT0 IIPOrpaMm-
MHPOBAHUSA.

7.19. IlycTh KTO-TO yTBEpXKJaeT, YTO Halléjl MaKcUMaJbHBIN IIOTOK B HEKOTOPOH
cetu. [TocTpotiTe JiuHeliHblii IO BpeMEeHU aJrOPUTM, [IPOBEPSIO LN, JeHCTBUTEb-
HO JI JaHHBII IOTOK MaKcHMaJleH.
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7.20. PaccmoTpuM criefyoiiee o000meHre 3a4a4i 0 MaKCMMaJbHOM MOTOKe.

Jana opuenTtupoBanHas cetb G = (V, E) ¢ MPOITyCKHBIMU CITOCOGHOCTSIMU Pé-
6ep {c.}. BMecTo omHOro McTOKa M OJHOTO CTOKA JAHBI HECKOJbKO map (s, tp),
(Sg, t9), v, (Sk, t), TAE S; —ITO UCTOKH, a t; — cToKu. Takxke paHo k uucen dy, ...
.., d;.. HyxHo Haiitu k motokos f1, ..., f) co cnemyromumu coiicTBamu:

« f® gpngerca moTokoM U3 s; B t;.
o Jlomst Kax Aoro pebpa e CyMMAapHBIi [TOTOK fe(l) + fe(z) +...+ fe(") He IIPeBOCXO0-
JUT IPOIYCKHYI0 CIIOCOOHOCTB C,.
+ Besmuumza xaxjoro notoka f ) He mensIme d,.
* BesmuuHa 06wjeco notoka (CyMMBI IOTOKOB) MaKcHMaJlbHa.
Kak 65l BB peliamm 3Ty 3a7ja4y?

7.21. Pe6Gpo B ceTH Ha3bBIBAeTCA KPUMUUECKUM, €CJI1 YMEHbIlIeHUe ero MpOIycK-
HOU CIIOCOOHOCTH NPUBOUT K yMEHBIIIEHUI0 MaKCUMaJlbHOT 0 oToka. [IpuBeguTe
3(bdeKTUBHEIN aJTOpPUTM, KOTOPHIII HaXOUT B CETH Kakoe-HUOYyIb KpUTHYecKoe
pebpo.

7.22. B cetu G =(V, E), p€6pa KOTOPOI1 UMEIOT I[eJI0UHCIIEHHbIE ITPOIYCKHBIE CIIO-
COOHOCTH C,, MBI YK€ HalllJI1 MAaKCMAaJIbHBIH MTOTOK f 13 BEPUINHEL S B BEPIIUHY t.
OJHaKoO TOJBKO YTO MBI Y3HAJI, YTO OJHO M3 UCIIOJB30BAHHBIX 3HAYEHUN NPO-
MYCKHOM cocoGHOCTY GBIJI0 HEBEpHBIM: 1A pebpa (u, V) MBI UCIOJH30BAIH Cy,,,
XOTs1 Hazo ObLIIO ¢, — 1. DTO AOCAHO, IOTOMY 4TO ITOTOK f KCHOJIb30BAJI UIMEHHO
3TO pebpo Ha MOJHYI MOIIHOCTb: f,, = Cy,-

MoxHO 6bLJI0 GBI IIOBTOPUTH 3aHOBO BCE BEIUMCJIEHUE [TIOTOKA, HO ecTh GoJiee
OBICcTpPHIN MeToA, [ToKkaxkuTe, KaK HOBBIE ONTHUMAJIbHBIN IOTOK MOXXHO BBIUKIC/IATh
3a Bpems O(|V| + |E|).

7.23. BeplwiuHHbLM NOKpblmuem HeoprueHTrpoBanHoro rpada G = (V, E) Ha3bBaeT-
¢s1 MHOXECTBO ero BepIIrH, KOTOpOe IOKPhIBAET Kax goe pedpo, TO eCcTh MOAMHO-
xkecTBO S €V ¢ TakuM CBOKCTBOM: IJI1 KaxJoro pedpa {u, v} € E XoTs Gbl ofuH
13 ero KOHIIOB U, V JIEXUT B S.

[MokaxwuTe, YTO 3a4aya HAXOX IEHUSI MUHUMAJIbHOTO BEPUIMHHOTO MMOKPBITHA
B 08y00/bHOM Tpade cBOOUTCA K 3a7ade 0 MakcuMasibHoM notoke. (IToxckaska:
MOXeTe JI Bbl KaK-TO CBSI3aTh MUHUMAJIbHOE BEPIINHHOE ITOKPHITHE C MUHUMAJTb-
HBIM pa3pe30M B HEKOTOPOU ceTu?)

7.24. Aeopumm Ot 08yd0sbHO2O napocouemaxusn 6e3 c@edeHUA K NOMoKy. Mol
yXe 3HaeM, KaK MCKaTh MaKCUMaJlbHOe NapocovYeTaHre B IBYNOJbHOM I'pade npu
IIOMOII[H CBeJleHNA K 3a/iaue 0 MaKCcuMaJlbHOM NoToke. Tereps Mbl pa3paboTaeM
MPAMOU aJITOPUTM.

[lycts G = (V4 U V,, E) — mBymosbHbii rpad (pébpa umyt mexay V; u Vs),
u nyctb M C E —HekoTopoe napocodyeranue B G (To eCTb MHOXeCTBO PEbep,
He MMeIoIUX OOLINX KOHIIOB). BepliiHa Ha3biBaeTCA NOKPbLMOll MapocoyeTaHU-
eM M, ecl1 OHa ABJIIETCS KOHI[OM OfHOro U3 pébep M. Yepedyrowumca nymeém
(alternating path) Ha3biBaeTCs mMyTh HEUETHOL AJIMHBI, KOTOPBIE HAYMHAETCS U 3a-
KaHYMBAETCA B HEMOKPHITHIX BepIINHAX U pébpa KOTOpOro noo4epéaHo npruHai-
nexatr M n E — M.
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(a) B uzobpaxxéHHOM HIXXe [BYAOJbHOM rpade mapocovuetaHrie M moka3zaHO
XUPHBIMU JMHUAMU. Haliite yepeyiouiics myTh.

(b) Hoxaxwure, 4TO mapocovyeTaHue M MaKCUMaJIbHO TOT[a U TOJIbKO TOTIA,
KOTJia [yId Hero He CyI[eCTByeT YepeayloIlerocs myTH.

(c) PaspaborTaliTe aJrOpuUTM, KOTOPBIH HUIET YepelyloI[uiicsa NyTh 3a BpeMs
O(|V| + |E|), ucmoyb3ys njero MoucKa B IIAPUHY.

(d) TIpuBeayTe MPsAMOI aJTOPUTM MOMCKA MaKCUMaJIbHOTO MapOCOYETAHUSA B
IBynosibHOM rpade, paborarouiuii 3a Bpems O(|V| - |E|).

7.25. 3adaua 0 MakcuMamwHOM nomoke u 080liCMaeHHas K Hell. PaccMOTpuM ceTb,
1300pakEHHYI0 HAa PUCYHKe.

O

(a) 3anumuTe 3a4avy NOMCKA MAaKCMMAJIbHOTO TOTOKa 13 S B T' B BU/ie JIMHEN-
HOU IPOrpaMMBL.

(b) 3amummTe OBOVCTBEHHYIO K 3TOM MporpamMme. B Hell TOJDKHO OBITH MO Of-
HOU JBOMCTBEHHO! IepeMeHHON Ha KaxJioe pebpo ceTu U Ha Kax/ylo BepIIVHY,
kpome Su T.

Tenepp MBI pemiuM Ty Xe 3aJadyy B oOiieM Bue. BcrmoMHNM JIHeINHy0 po-
rpamMmy [ o61ieli 3a/ila4y1 MakCHUMaJIbHOT0 ToToKa (pa3gen 7.2).

(c) 3anuunTe mporpamMMy, ABOVICTBEHHYIO K Hell, HCIIOJb3ys lepeMeHHEIe Y,
U1 KaXxioro pebpa e, a Takke X, I KX I0U BEPIIVHEI U 7, t.

(d) IToxaxwuTe, 4TO BCAKOE pellleHue 3TOH ABOMCTBEHHOU MPOrpaMMbl 06J1a-
JaeT TaKUM CBOMCTBOM: CyMMa 3HaueHUH Y, BAOJb JEOOOr0 OpHEeHTHPOBAHHOIO
IyTU U3 S B t He MeHbIIe 1.

(e) KakoB MHTYUTHBHBIN CMBICJI BOMCTBEHHBIX ITepeMeHHbIX? [TokaxuTe, 4TO
BesAKuin (s, t)-paspe3 B CeTM MOXHO MpeoOpa3oBaTh B HEKOTOPOE JOIYCTUMOE
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JBOICTBEHHOe pellleHle, CTOMMOCTh KOTOPOr0 B TOYHOCTH paBHA IIPOIYCKHOM
CIIOCOOHOCTH 3TOTO pa3pesa.
7.26. B COBMeCTHOH cuCTeMe JIMHEeHHBIX HepaBeHCTB

apx;+...+a,x, <by,

A1 X1 + oo+ Ay, < by,

MBI Ha3bIBaeM j-e HEPAaBEHCTBO GblHYHcOeHHbIM padeHcmaom (forced-equal), ecrm
OHO O0paIjaeTcs B paBeHCTBO JIA BCAK020 AOMYCTUMOTO PEMIeHHs X = (X1, ..., Xp)-
Jlpyrumu cjioBamu, . ajix; < b; He AG/IEMCA BBIHYXIEHHBIM PABEHCTBOM, €CJIH

1
CyIIECTBYeT HEKOTOPOE X, KOTOPOE Y/IOBJIETBOPSIET BCEM OTPAHMYEHMsAM, U MpU
5TOM Z aj;x; <b;.

1
Hanpuwmep, B ciyuae
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IepBble Ba HEPaBEHCTBA ABJLIOTCA BBIHYXJAEHHBIMU pPaBeHCTBAMU, a TPeThe U
yeTBEPTOE — HeT.

PemreHue X cUCTEMBI HEPABEHCTB Ha3bIBaeTCs Xapakmepucmuyeckum (charac-
teristic), ecim 111 BCSIKOro HepaBeHCTBA I, He ABJIAIONIErocs BRIHYXJEHHBIM pa-
BEHCTBOM, X YAOBJIeTBOpseT I, He oOpalasachk B paBeHCTBO. B mpumepe BhILIe Ta-
KUM pellieHneM sBisiercs (xq, X,) = (—1, 3), ays koroporo x; <1 u —x, <0, B TO
BPEMA KAK X7 + X9 =2 U —X1 — Xy = —2.

(a) IokaxwuTe, 4TO BCAKAA COBMECTHAs cUCTeMa MMeeT XapaKTepucTUyeckoe
pelieHue.

(b) TMokaxwuTe, KaKk MpY MMOMOIIM JITHEHHOTO MPOTPaMMUPOBAHUA MOXHO
y3HaTh, KaKie HepaBeHCTBA B JJAHHON COBMECTHOI crcTeMe ABJIAI0TCS BBIHYX-
JeHHbIMY paBeHCTBAMM, 1 HaliTU XapaKTepuCcTU4ecKoe pelleHue.

7.27. TlokaxuTe, 4TO 3a0aud o pasmeHe MoHem (ymnpaxHeHue 6.17) MoOxeT ObITH
chopMympoBaHa Kak IeJIOYHC/IeHHAA JIMHeHHasA nporpaMMa. MoxeM Ji MBI pe-
aTh COOTBETCTBYIOUIYIO 3aauy JIMHEHHOro MporpaMMHpOBaHusA, OyIyuu yBe-
PEHHBIMU, YTO pellleHHe OKaXeTCs IeJIOYMCIEHHBIM (KakK B cilyyae JIBYAOJIbHOTO
napocoueTanus)? JJokaxkuTe 3TO WM IPUBeIUTe KOHTPIpUMeEp.

7.28. JluHeliHaa npocpamma Ot kpamuatiuweeo nymu. ITycTh MBI XOTUM HaWTH
KpaTyaimuil nyTh U3 BEPIIVHEI S B BEpPIIVMHY t B OpHeHTHPOBaHHOM I'pade ¢ 1ym-
Hamu pébGep [, > 0.

(a) TTokaxuTe, 9YTO STO SKBUBAJIEHTHO IOUCKY (S, t)-I0TOKA f, KOTOPBIH MH-
HUMU3MpYeT . [ f, ¢ yuétom orpanuuenus size(f) = 1. OrpaHuyeHuii Ha Mpo-

e
MYCKHYI0 CIIOCOGHOCTH HET.
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(b) 3anumnTe 3aauy 0 KpaTyaiieM IMyTH B BUJE JITHEHHOM IPOrPaMMBI.

(c) IMokaxwuTe, 4YTO ABOYICTBEHHYIO JIMHEHHYIO IPOrpaMMy MOXHO 3alHcaTh B
BHUE

X, — X; — max

x, —x, <1, wmBcex (u, v) €E.

(d) MsI yxe obcyxpam OBOMCTBEHHYI0 MPOrpamMMy i1 3aJa4i O Kpardau-
meM yTy Ha ¢. 205. B uém pasHuIia Mex Iy TernepemHeil ABOHCTBEHHO! IIporpam-
MOM U TOTJalIHein?

7.29. Tosutuayd. KuHompomrocep vIeT akTEPOB U MHBECTOPOB I CBOEr0 HOBO-
ro ¢uabMa. EcTh n akTépoB; i-11 aKTEP corjlaceH CHUMAaThCA 3a S; I0JUTapoB. EcTh
TaKXe M UHBECTOPOB; j-il NHBECTOP NPEJOCTABJSET P; JOJIAPOB, HO C YCJIOBUEM,
4TO GCe AKTEPHI U3 ONpesIeIEHHOro MHOXecTBa L; € {1, 2, ..., n} OyayT cHuMaThes
B primbMe.

Bripyuka npojgocepa — 3TO CyMMa BBIIIJIAT MTHBECTOPOB MUHYC BHIIIJIATHL aKTE-
pam. Llesb BCAKOro npojrocepa — MaKCUMU3HUPOBATh BBIPYUKY.

(a) ChopmysympyiiTe 3TO B BUJIe 3a[ja4H I1eJI0UHCJIEHHOT0 IPOrpaMMUPOBaHus,
B KOTOPO# IepeMeHHble IPUHUMAIOT 3HaYeHus u3 MHoxecTBa {0, 1}. (BBeaure
HEePEMEHHYI0 X; IJIA YYacTus (-0 aKTEpPa U MEPEMEHHYI Y; Uil y4acTHs j-ro
crioHcopa. Kak 3anvcarhb ycJioBysi C IOMOIIBI0 HEPABEHCTB BUJA Y < X;7?)

(b) IMMokaxuTe, YTO BO3HUKAOIIAsA JMHEWHAA MPOrPaMMa B IEHCTBUTEJIbHOCTU
HMMeEET YeJT0UUCIeHHOe ONITUMAJIbHOE pellleHre (KaK 1 B CJIy4ae ¢ MaKCUMaJlbHBIM
MMOTOKOM U IMAapOCOYETAHUEM B ABYIOJLHOM I'pade), U 4TO HEIleJIoe ONTUMAaJIbHOE
pemenyie (HaliJleHHOE C TIOMOIIbI0 JMHEMHOTO MPOrpaMMUPOBAHUSA) JIETKO TIpe-
obpa3zoBars B 1iesioe. (ITofckaska: Te mepeMeHHbIe, KOTOPbIe He PABHBI HYJIO WJT
eJIMHUIe, MOXXHO BCE BMECTe C/IBUTaTh, IOKA OJ]HA U3 HUX He YIPETCS B Kpak, TaK
MBI YMEHbIIIAeM YKCJIO HELleJIbIX 3HAYEHUH, COXPAHAA ONTUMAJIbHOCTH.)

7.30. Teopema Xosuta. Bo3BpatuMcs K TaHI[aMm U3 paszea 7.3. IIpeanosioxuM, 4To
y Hac uMeeTcs OBYAOJIbHBIN rpad ¢ KaKMM-TO KOJMYECTBOM MaJbuMKOB CJieBa U
TakUM >XKe KOJIMYeCTBOM JeBOYeK clipaBa. Teopema Xosuia yTBepXJaeT, UTO CO-
BepIIeHHOe [TapocoYeTaHNe CyIlecTByeT TOT/a U TOJIbKO TOrAa, KOraa JJid JE0ObIX
k MayBpYMKOB eCTh IO KpaiHell Mepe k eBOYeK, COeMHEHHBIX C KEM-TO U3 BHI-
OpaHHBIX k MaJIbBYUKOB.

JHokaxure oty TeopeMy. (ITogckaska: MOXHO BOCIOJIb30BaThCs TeopeMoii dop-
na—®daskepcoHa.)

7.31. PaccmoTpuTe CIieAyOIIyI0 MPOCTYIO CETh ¢ YKa3aHHBIMU IIPOIYCKHBIMU CIIO-
cobHOCTAMU pédep.
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(a) TlokaxwuTe, YTO €CJM 3aMyCTUTH i1 3TOro rpada ayroputm dopmga—darr
KepCcoHa, TO Hepa3yMHBII BBHIOOD MyTeil B OCTATOYHOM CeTU MOXET IMPUBECTU K
Toicssue utepanuii! ([IpencraBbre cebe, 4To 6GBLIIO OB, ec GBI MPOIMYCKHBIE CIIO-
coOHOCTU OB/ PaBHBI MUJUTUIOHY. )

Celfuac MBI yKaxkeM criocod BEIOMpaTh NyTH, IPY KOTOPOM aJITOPUTM rapaHTuU-
POBaHHO OCTaHAaBJIMBAETCA 3a Pa3yMHOe YHCJIO UTepalui.

PaccMOTpUM MPOU3BOJIEHYI0 OpUeHTHpoBaHHYI0 cetb G = (V, E), s, t, {c,}, B
KOTOpPOI MBI XOTMM HaWTHU MaKCUMAaJIbHBIN MOTOK. [Ipeanosoxum, 9To BCe Mpo-
IIyCKHBIE CIIOCOOHOCTU péDep — IjeJible YK CJa, He MeHbINe 1, 1 HAa30BEM MPOIYCK-
HOU CIIOCOOHOCTHIO MYTHU M3 S B t HAUMEHBIIYI0 IIPOIYCKHYI0 CIIOCOOHOCTh pébep
aToro mytu. CameiM wupokum (fattest) myTém u3 s B t Ha30BEM IyTh ¢ HAUOOJb-
el NpoIycKHON CIOCOOHOCTHIO.

(b) MMokaxwuTe, 4YTO CAaMBIH IMUPOKUE MYTh U3 S B ¢ MOXHO HAaWUTH C TOMOIIBIO
(MomudunrpoBaHHOr0) ayropurMa JleiKCTpsl.

(c) IlokaxwuTe, 4TO MaKCUMAaJIbHBIH MOTOK B G €CTh CyMMa OT/AeJIbHbIX TTIOTOKOB
BJIOJTb He GoJiee ueM |E| myTeii u3 s B t.

(d) Temepsb MOKaXUTE, YTO ECJIM MbI BCET/IA YBEMIMBAEM IIOTOK BJIOJb CAMOIO
IIMPOKOTO MYTH B OCTATOYHOI ceTH, TO ayroputMm dopaa—daskepcoHa Hax0oxX Ie-
HUSI MaKCMMAaJIbHOTO TIOTOKa OcTaHOBUTCS He Gosiee yeM 3a O(|E| log F) urepa-
i, roe F — pasmep MakcuMalbHOro mortoka. (Ioackaska: moJie3Ho BCIIOMHHUTh
JI0Ka3aTeJIbCTBO TEOPEMBI O KA HOM IIOKPHITUY MHOXECTBAMHU B paszese 5.4.)

Ha camowm pente, emié 60Jiee pOCTOM MOAX0/] — IOCTPOEHNeE IYTU B OCTAaTOYHOM

rpade Ipy IOMOIIY IOMCKA B MINPUHY — FapaHTUPYET, YTO HoTpedyeTcs He Goiee
O(|V| - |E|) nrepanuii.



I'naca 8
NP-mmoJjHbIE 3aMa4U

8.1. 3amauu nmomcka

B cemu mpemplAylyx rjiaBaXx Mbl pacCCMOTPes ajTOPUTMBI MOUCKA KpaT4yauiinx
MyTel 1 MUHUMAaJIbHBIX MIOKPHIBAIINUX AePEBbEB, MIAPOCOYETAHUH B ABYIOJIbHBIX
rpadax, MakCHUMaJIbHBIX BO3paCTAOMIINX [10CJeJoBaTeIbHOCTEN, MaKCHMAaJIbHBIX
ITOTOKOB B CETAX U Tak JAaJiee. Bce aTu ayroputMel 3¢h¢heKkmuaHbL B TOM CMBICTIE,
YTO C POCTOM JUIMHBI BX0Aa (1) BpeMs pabOThl pACcTET He ObICTPee, YeM ITOJITHOM
(ckaxewm, n, n? wm n®) oT n.

Yrob6sl OHATH, B UEM TYT AOCTHXEHUE, 3aMeTUM, YTO BO BCeX 3TUX 3ajJjauax
pelierue (IyTh, AepeBo, MOCIe0OBATEbHOCTh) UIETCA Cpeay SKCNOHEeHYUATbHO-
20 4ncja KaHuaaToB. JleficTBUTENbHO, ecTh n! cmoco6oB pa3buth n AeBOYEK U
n MaJb4MKOB HA Taphl, B MOJHOM Trpade ¢ n BeplIMHAMK ecTh N 2 MOKpHIBAIO-
[IUX JlepeBbeB, B Irpade 0OBIYHO €CTh SKCIOHEHIMAbHOe YHCJIO MyTel U3 S B t.
[TosToMy ecym mpocTo MpoHoBaTh BCe BaPUAHTHI, TO MOJIYIUTCA aJTOPUTM C 3KC-
MOHEHI[aJIbHBIM BpeMeHeM paboTHl, ckopee Bcero Gecrosie3HbIli HAa MpaKTHKe
(cM. crenyroniyio Bpe3ky). D¢pdeKTUBHOMY aJTOpUTMYy, TAaKUM 00pa3oM, Heo6Xo-
JUMO KaKHUM-TO XUTPEIM CIIOCOO0M n3bexaTh TaKoro MOJHOTO lepefopa, UCIOoJIb-
3ys CBOMCTBA pellaeMoOl 3a/javm.

MbI yxe paccCMOTpes MPUEMBI, TO3BOJHIONINE B HEKOTOPHIX CJydasx usbe-
XaTh HKCIIOHEHI[UAJILHOTO Mepebopa: XaJHble aJTOPUTMBI, JUHAMUYECKOe IIpo-
rpaMMHpOBaHue, JIHENHOe MporpaMMupoBaHue (a BOT MeTO[ «pasfdeliiil u
BJIACTBYIi», KaK MPaBUJIo, JMIIb YCKOPsSET pelleHUe 3a7ay, KOTopble U 6e3 Hero

Ot Cuccel no Mypa

Jlerenna roBoput, uro 6pamuH Cucca, IpuAyMaB LIaxMaThl, IOKa3ajl UX Ha-
4aJIbCTBY (KOPOJIO0) — KOTOPOE UTPy OZOOPIMJIIO M IPeyIoXKII0 BRIOpATh Harpa-
Zy. BpaMuH CKpOMHO HONPOCHJI HOJIOXKUTh OJHY PUCHHKY Ha IEPBYIO KJIET-
Ky [OCKY, IBe —Ha BTOPYIO, YeThIpe —HAa TPeThI0 U TaK Jajiee, yaBauBas
KOJITYECTBO BIUIOTH [0 HIECTHAECAT YETBEPTOU KJeTKU. KOpoJsib HEOCTOPOX-
HO COIJIAaCWJICA U BOWIEJI B KUCTOPHIO KaK IepBasd XXepTBa 3KCIOHEHIHAJIb-
HOTO pocTa («KOMOWMHATOPHOTO B3phIBa»): 3alpOIEeHHOE KOJIMYECTBO pHcCa,
264 — 1 =18 446 744 073 709 551 615 3épeH, B THICAYN pa3 NPEBOCXOAUT TO-
JOBOM ypoxail puca Bo Bcelt MHauu! OTo He mpocTo Oaliku: ckaxeM, OakTe-
puu (IIpU OTCYTCTBUU OTpaHNYeHUI) TOXe Pa3MHOXAITCA SKCIIOHEHITNAJBHO.
B 1798 roay anrmutickuii pusocod Tomac PobepT MasbTyc npeackasas, B CO-
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BpeMEeHHBIX TEPMUHAX, YTO SKCIIOHEHIINAJbHO pacTyilee (OH Ha3bIBaJIdTO «I'€0-
MeTPUYEeCKUM POCTOM») HaceJleHre Hen30eXHO CTaJIKUBaeTCs ¢ IOMHOMUAIIb-
HO OrpaHUYeHHBIMU pecypcamu (ufes, [I03Xe MNOoBMABIIAA Ha JlapBuHa).

B 1965 roay 'opnoH Myp, oiiH 13 IepBBIX pa3pad0TYNKOB MUKPOCXEM, 3aMe-
THJL, 4YTO KOJIMYECTBO TPAaH3UCTOPOB B MUKpocxeMe B 60-X rogax yapanBaJioch
IIpUMEpPHO KaXplil roa. Myp MpeanosioXui, 4To Tak U OyaeT MpoAoDKaThCs.
Ceiiuac «3akoH Mypa» 00BIYHO GOPMY/HMPYIOT TaK: OBICTPOAENICTBHIE KOMIIbIO-
Tepa yaBauBaeTcsa Kax apie 18 mecsiieB. U IeHICTBUTENIHHO, 3TO MPOUCXOAUT YXKE
JIeT COPOK — 1 HapsAAy ¢ pa3paboTkoil 3¢pdeKTUBHBIX aJTOPUTMOB CTaJI0 OCHO-
BOM CTPEMUTEJIbHOTO pa3BUTHA NMHGOPMALIOHHBIX TEXHOJIOTHH.

Ha mepBbIii B3rJIA KaXXeTcs, 4TO 3aKOH Mypa AeslaeT HEHYXXHBIMU MOJITHO-
MHaJbHbBIE aJTOPUTMBL: ITyCTh Jake BpeMsA paboThl aJrOpUTMA SKCIIOHEHITNAb-
HO BEJIMKO, IoyeMy Obl IPOCTO He NOA0XKAATh, IOKAa KOMIBIOTEPHI CTAHYT JI0-
cTaTovyHo ObicTpeIMI? Ha camoM Jiesie Ha0O60pOT: pPoCT OBICTPOAEHCTBUS BaXKeH
MMEHHO IIOTOMY, YTO MBI UCIOJb3yeM IOJMHOMUAbHEIE aJTOPUTMBL.

J1A mpuMepa pacCMOTPUM aJITfOPUTM, pellaioIini 3a4a4y BBIIIOJHHUMOCTH 3a
BpeMsa O(2™). B 1975 rojly Takoii aJTOPUTM 32 4ac MOT OBl PElINTh 3a4aqy JjId
25 nepemeHHbIX, B 1983 — mia 31, B 1995— mia 38. HakoHel], Ha coBpeMeH-
HBIX KOMIOBIOTEpaxX 3TOT aJIrOPUTM 3a 4ac cMor Obl 06pabaTeiBaTh (POPMYJIBL C
45 nepeMeHHBIMU. [Iporpecc HaymIO, fa TOJBKO MOsIBJIeHNEe HOBOU IlepeMeH-
HOM (yOBOeHUe 4ucia ollepanuii) TpebyeT MojyTopa JieT 0XKUAaHUsA, a pa3Mephl
$opMyJ1 B IpUJIOXKEHUAX (B TOM YHCJIe UCIOJIb3YeMBIX IIPU pa3paboTke mpoiec-
COPOB) pacTyT ropaszio OricTpee.

A BoT s ayroputMa ¢ acumnToTukon O(n) wm O(n log n) gomycTuMslii pas-
Mep BXOMO0B ygesuiugaemcsi npumepHo 6 100 pa3 xaxapie 10 JieT, [y aJroput-
Ma co BpeMeHeM pa6oTsl O(n?) —B 10 pas. Jaxe He 0c060 >PpeKTUBHbII a-
ropuT™ ¢ oneHkoi O(n®) mo3BoMT 3a 3TO BpeMs YIBOUTH pa3Mep pelIaeMbIX
3amad. MoXHO ckas3aTh Tak: SKCIOHEHIMAaJIbHBINA POCT CKOPOCTH IIPOLIECCOPOB
IIPpUBOAUT K MOJMHOMHUAJIBHOMY POCTy pasMepa 3aJad B CJIydae SKCIIOHEHIU-
aJIbHBIX aJTOPHUTMOB, U K 9KCIIOHEHIINaJbHOMY POCTY pa3Mepa 3a4ay i I10J-
HOMHUAJIbHBIX aJTOPUTMOB. Tak 4TO BOCIIOJIb30BaThCA 3aKOHOM Mypa MBI CMOT-
JI1 IMeHHO 6J1aropaps 3pdeKTUBHEIM aJrOpUTMaM.

Kak nonnmam u Cucca, u MasbTyc, 1 Myp, 5KCIOHEHLIMAJIbHOMY POCTY pa-
HO WJIM IIO3[JHO IIPUXOUT KOHeI] — OaKTepuu ocTaHyTcs 6e3 efjpl, a MUKPOCXe-
MBI YIIPYTCA B aTOMHBIN MacmiTad, 3akoHy Mypa ocTajioch [AecATh Wi ABaAaTh
JieT. Jlaybiie 6yAyT HyKHBI HOBBle aJTOPUTMBI W K€ COBCEM HOBBIE HJIeH —
CKakeM, KGAHIMOoGble GblHUCIeHUA, O KOTOPhIX IOMAET peydb B riase 10.

pelIar TcsA 3a MOJIMHOMUAJIbHOe BpeMs). Celiyac ke HacTaJio BpeMs MO3HAKOMUTh-
¢ ¢ 3afjayaMy, [y KOTOPhIX 3(PPeKTUBHOro pellieHusa A0 CUX IOp He U3BECTHO.
B HuUX TOXe HAJ0 HAUTHU OOBEKT C HEKOTOPHIMU CBOMCTBAMH CpPEIM DKCIOHEH-
1aJIbHO GOJIBIIIOTO MHOXECTBA KaHUAATOB — HO A HUX HUKTO HE 3HaeT, KaK
n3bexatb nepebopa: camble OBICTPhIE U3BECTHBIE AJTOPUTMBI JJIA TAaKUX 3aja4
MMEIT SKCIIOHEHIINAJIbHOE BpeMsA paboTHI.
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3azaua BBIIOJIHUMOCTH

3adaua evinosmumocmu (Satisfiability, SAT) (cm. ynpaxHenue 3.28 u paszen 5.3)
BaXXHa U IPAKTHUYeCcKH (TecTHpOBaHHE MUKPOCXEM, aHAJIN3 U300paxxeHUil U 1p.),
Y TEOPETHYECKU — KaK ITAJIOHHBIH pUMep TPYIOHOI 3aauu.

Ha Bxon nofmaétces ¢popmMysia Bpojie TaKo:

(xvyvsz) (xvy) (yvz) (zvx) (XxVyVz).

D710 6ystesa popmysia 8 KOHbIOHKMUGHOU HOpMATbHOU opme (Boolean formula in
conjunctive normal form, CNF). OHa npeficTaB/ifeT co60ii KOHBIOHKIHIO " (JOTH-
YecKoe «M») HECKOJIbKUX Ou3bloHKMOoa (clauses), KaXIplil U3 KOTOPHIX ABJIAETCA
JU3bIOHKIMEN (Jlornyeckoe wiu, obo3HayaemMoe yepes V) jiumepasos. Jlutepasiom
HasbiBaeTcs OyseBa nepeMeHHas (HanpuMmep, x) W eé orpunadue (x). Beinosr-
HAarowum Habopom (satisfying truth assignment) Ha3biBaeTcsa Habop 3HAYEHUI ITe-
PEeMEHHBIX («MCTHUHA» U «JIOXb», true U false), MpU KOTOPHIX GOPMYJIA UCTUHHA,
TO €CTh KaXAbIN M3BIOHKT COAEPXUT XOTs OBl OAWH MCTUHHBIN JMTepas 3ajava
BBINOJIHUMOCTHU 3aKJI0YAETCsI B TOM, YTOOHBI 110 JaHHOH OyeBoii popmysie B KHO
00 HalTHU e€ BBIMOJHAIMNN Habop, MO0 cOOOUUTh, YTO TAKUX HAOOPOB HeT.

Hanpumep, ecsim NMpUCBOWTh 3HAUYeHUE true BCEM IepeMeHHBIM (HOPMYJIBI,
PacCMOTpPEHHOM BHIIIE, TO OYIyT BHITIOJHEHHI BCE AU3BIOHKTH, KPOME MOCJIETHETO.
EcTb J1 HabOp, KOTOPBIN BHITIOJHSAET GCe JM3bIOHKTHI ?

HemHnoro mogymas, MOXHO MOHSTh, YTO ¥ 3TON (OPMYJIbl BHIIIOJHAIOIIETO Ha-
6opa Hert. (ITofckaska: ecyii TpU CpeHUX OU3bIOHKTA BBINOJHEHBI, TO 3HAaUeHUs
BCeX TPEX MmepeMeHHBIX paBHBI.) HO Kak MCKaTh BBRIMOJHAI LM Habop B 061eM
ciyyae? MoOXHO, KOHEUHO, IIPOCTO MepebdpaTh BCe BO3MOXHbIe HAaOOPHl, HO JIA
dbopmy ¢ n mepeMeHHBIMU UX OyAeT 2", TO eCTh 3KCIOHEHITNAbHO MHOTO.

3a/jaua BBIMOJHUMOCTUA — TUNIUYHasA 3adaua noucka (search problem). Ham
JaH @xod (instance) I, TO ecTb BXOJHBIE JaHHbIE, 3a[AM0IUE YCJOBHE 3aauU
(B nHameM ciiyuae 3T0 OyseBa dopmysna B KH®), u TpebOyeTcs HailTu peuweHue
(solution) S — 06BEKT, YAOBJIETBOPSAIOIINI HEKOTOPEIM OTPAHUYEHUAM; B HAIIEM
cJIydae BBITIOJHA NN Habop. Ecym peleHus He CyIiecTBYeT, Mbl JIOJDKHBI CO00-
IUTH 00 DTOM.

BaxxHo, uTOo Kaxoro kaH[umaTa (KaxAplii Habop 3HaYeHUI) MOXHO MpPOBe-
PUTH OBICTPO: €ro 3amuch B BU/ie CTPOKY OUTOB MMeeT MOJMHOMUAbHEIN pa3mep,
a MpoBepKa T'OJHOCTH KaHJujaTa TpebGyeT MOJMHOMHUAJBHOTO YHCJIa OIepaliui.
(B oboux ciyyasx Mbl UMeeM B BUy NOJIMHOM OT JJIMHEI BX0o/ia.) B Haimelt 3agaue
YHCJIO TTIePeMEHHBIX He O0JbIlle JIMHBI BXO/a, a IPOBEPKA COCTOUT B BBIYUCJIEHUHN
3HaYeHUs1 (POPMYJIbI, YTO TOXKE HECJIOKHO.

B paspHelimeM Ham OyAeT yA0OHO CUUTaTh, YTO 3a/ja4a MOKcKa 3adaémes Ta-
KUM aJTOPUTMOM ITPOBEPKH.

B3adaua noucka (search problem) 3apmaércsa ayropuTMoM 6 ¢ OByMA apry-
MeHTamu I (ycyioBue 3amaun) u S (kaHAUAAT), BpeMs paboThl KOTOPOTO
OrpaHU4eHO MOMHOMOM OT |I|. TOBOpHUM, YTO S SIBJIAETCS pelleHUem i
Bxomda I, ec € (I, S) = true.

1Oﬁ])I‘IHO KOHBIOHKIITNUIO 0003HaYa T 3HAKOM A, HO MBI €r'0 OITyCcKaeM, KaK JieJIaeTcs B am"e6pe piuaics
3HaKa YMHOXEHNA.
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HecMoTps Ha ycumsi MHOXKECTBA HUCCJIe[IOBaTesiell B TeueHHe TOCJIeJHUX Tis-
TUECATH JIeT, BCe U3BECTHBIE AJTOPUTMBI I 334a4U BHITTOJIHUMOCTH UMEIO T SKC-
MOHeHIhaJbHoe (B Xy/uIeM cjy4yae) BpeMs paboTsl. C APyroil CTOPOHBI, AJIA JBYX
€€ eCcTeCTBEHHBIX YaCTHHIX CJlyuyaeB U3BeCTHH 3(PdeKTUBHbBIE (ITOMHOMHUAJIBbHEIE)
aJTOPUTMBHI.

(1) Ecom xax Apiii JU3BIOHKT COZIEPXKUT He 60Jiee OJHOTO MOJIOXKUTETHOTO JIU-
Tepaya, To GpopMyJia Ha3bIBA€TCS XOPHOBCKOIL 1 €€ BBIIIOJHUMOCTh MOXET OBITh
MpOoBepeHa MPOCTHIM XKaJHBIM aJTOPUTMOM U3 pasfena 5.3.

(2) Ec/m Bce IM3BIOHKTHL cofiepXXat He (oJiee d@yx JIMTEPAsoB, TO IOMOraet
TeopuA rpadoB: 3aavyy MOXHO PeIINTh MPU MOMOIIM ITOMCKA KOMIIOHEHT CHUJIb-
HOU CBSI3HOCTU B CIelMaJIbHOM I'pade, TOCTPOeHHOM IO BXOHOM ¢opmyrie (yi-
paxHenue 3.28). Emé oquH aropuTM Ui 3TOrO YaCTHOTO CJIy4as CM. B riiaBe 9.

Ho 4yTh 0c1abuB orpaHnyeHUsA U pa3peliuB Kax oMy JU3bIOHKTY COJIepXaTh
10 mpéx ymTepasioB (Kak B IpUMepe BhIlIe), Mbl OIATH MOoJIydaeM TPYAHYIO 3aaqy!

3amaua KOMMHBOSDKEpPA

B 3adaue kommuagoaxcépa (traveling salesman problem, TSP) naHel n BepuuH 1, ...
...,nu Bce n(n — 1)/2 paccToAHMi MeX Iy HUMH, a TaKKe HEKOTOPHIN GIOIKeT b.
HatitTn HeoO6XomuMO Mmapwpym, TO €CTh IIUKJL, KOTOPHIM IPOXOAUT IO Kax oM
BepirHe rpada poBHO OMH pa3s, 00Ieil CTOMMOCThI0O He GoJsiee b (Mm ke co-
OOLINTh, YTO TAKOTO LMKJA HET). JPyrMMHU CJIOBaMH, MbI UIIEM [€PEeCTAHOBKY
7(1), ..., 7(n) BepunH, 1 KOTOPOIl AyIMHA 006X0/a B 3TOM MOPsKE He MPeBOC-
X0 uT b:

dT(l),T(Z) + dT(Z),T(B) + e + dT(n),T(l) S b.

[Tpumep npuBefEH Ha puc. 8.1 (HapucoBaHHI He Bce péOpa; curTaeM, YTO OCTaslb-
Hble JUIMHBI OYeHb BEeJIMKN).

Puc. 8.1 OntuMasbHBIN MapLIpyT KOMMUBOSDKEpA, BBIJEJIEHHBIN XUPHBIM, UMeEeT -
Hy 16.
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OTAe/IbHO OTMETHM, YTO MBI CHOPMYJ/IMPOBAJIM 3a/1a4y KOMMUBOSKEpPA Kak 3a-
dayy noucka: IO JAHHOMY YCJIOBHIO HAWTU MapUIPyT B IIpefesiax JAHHOTO 610 pKe-
Ta WM COOOIIMTh, YTO TAKOro HeT. fICHO, 4YTO Ha caMoM JieJjie 3TO ONMUMU3AYUOH-
HaAa 3adaua, B KOTOPOI Hac MHTepecyeT caMblil Oeulé@blll MapLIPyT. 3aueM Xe MBI
paccMoTpes APYTylo, MeHee eCTeCTBEHHYI0 (POPMY/IMPOBKY?

Ha To ecTp nmpuunHa: Mbl XOTUM CPaBHUBATh U CBA3BIBATh JAPYT C APYyrOM pas-
JMYHBIE 3aJjaYl, ¥ YTOOBl CPaBHHUBATh ONTUMU3AIMIOHHbIE 3a/jaUl ¢ 3a/jlauaMu I110-
rcka (HampuMep, € BBIIIOJHHUMOCTBIO), HaM yJ0OHO (GOpMyJMpOBaTh ONTUMU3a-
LMOHHbIE 3aJja4¥ KaK 3a7a4yu Nnoucka. IIpeBpaileHre oNnTUMHU3AalMOHHON 3aa4u
B 3ajiauy ITOMcKa He MeHseT e€ CJIOXKHOCTH, IOTOMY YTO 00e 3TH 3a7a4u ceo0Am-
ca Opye Kk Opyey. YMmes HCKaTh CaMBIi [eMIE€BHIN MaplIpyT, Mbl MOXeM [IPOBEpUTh,
yKJIaJpIBaeTcs J OH B OiopxeT. Hao60poT, ajropuTM 1A 3aiauy IOKMcKa MOXeT
OBIT UCIIOJL30BAaH AJI1 HAX0X JeHN!A ONITHMaJIbHOr0 MapHIpyTa: [IA 9TOr0 He XBa-
TaeT MHGOPMALIUM O €r0 CTOMMOCTH, HO €€ MOXHO HalTH C IOMOIIbI0 OHAPHOTO
noucka (ynpaxHenue 8.1).

31ech, OMHAKO, eCTh TOHKOCTD: a 3a4yeM MBI BBeJIM OI0/PKeT, ToueMy OBl He CKa-
3aTh MO-IPOCTOMY, YTO MBI HIlleM ONTHMaJbHBIN MapmpyT? [lejio B TOM, YTO ec-
JM CUUTaTh pellleHreM 3aJauy ONTHMaJbHBIN MaplIpyT, TO IIpOoBepka KaHauaaTa
nepecTaHeT OBITh IOJIMHOMHAJIbHOM: KaK y3HaTh, ONITUMAaJIeH JIU IpeJioXKeHHBI
MapuIpyT, He nepebuipas Bce ocTajbHble? A IPOBEPUTh, YTO MapIIPyT YKJIAApIBa-
eTcs B OI0KET, JIerKo.

Kak u 14 BBEIIOJIHMMOCTH, I 3a/laull KOMMUBOSDKEpa (HecMOTps Ha MHO-
roJjileTHHeE IONBITKK) TaK U He y[Jajioch NpUAyMaTh IOJMHOMUABHBIN 110 BpeMe-
HU a;ropuTM. B paspenie 6.6 MBI Bule/M, UTO He 06s3aTeslbHO Nepebuparh Bce
(n —1)! MapIIpyTOB, €C/M BOCHOJIb30BATHCA JUHAMIYECKUM [IPOrpaMMUPOBAHU-
€M, HO aJTOPUTM OCTaETCs SKCIOHEHIINaIbHbIM.

[ToyunTesbHO CpaBHUTH 3a7adyy KOMMUBOsKEpA € 3ajauell 0 MUHHUMAaJIbHOM
[IOKPHIBAOIIEM flepeBe, AJI1 KOTOPOH ecmb 3(deK THBHEBIE aTOPUTMBL. DTY 3a/1a4y
MOXHO IlepedopMy/MpoBaTh B BH/ie 3aja4M NIOMCKa: 110 AAHHO MaTpulle paccTo-
AHMIA 1 Glo/pkeTy b HaiiTh nepeo T obmero Beca Y. d;; < b. Ecym 3anpetuthb

(i,))eT
JlepeBy BeTBUThCA, TO MOJIyIUTCS 3a/ja4a KOMMUBOskEpa.! DTa ManeHbKas fAeTasb
MTHOBEHHO JieJIaeT 3aJaqy ropaszio 6oJiee CJI0XHOM.

Oiyiep u Pynpara

Jletom 1735 roma JleoHaps Oiijiep, U3BECTHBIM MIBEHI[APCKUN (M POCCUMCKUIL:
oH pabotai B [leTepOypre) maTeMaTukK, IpOryJMBajicsa o Mocram ropoga Ké-
HurcOepra (HpiHe KaymHuHrpam). Yepe3 HeKOTOpoe BpeMs OH OOHApYyXWJI, YTO
He3aBHCUMO OT TOrO, I/le OH HauWHaeT CBOI0 MPOTYJIKY U KaKk MMEHHO OH UJET,
He IoJlyyaeTcsA IPOUTH MO KaXAOMYy MOCTY POBHO OJMH pa3—U TakK MOsABUJIACH
nepsas pabota o Teopuu rpados.

Yro xe MemaeT NOCTPOEHNI0 Takoro Mapuipyra? [Ipeobpasyem KapTty B rpad,
BepIIMHAMU KOTOPOTro Oy/yT yY4acTKH cymiu (/1Ba ocTpoBa u 1pa Oepera), a péo-

1TO‘-IHee, TIIOJIYUYUTCA 3aja4a O IOMCKe IMyTH, a He LUKJIa, HO MOXHO IIOKa3aTb, YTO UX CJIOXKHOCTHU
IIOYTU HE OTJIMYaI0TCA.
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paMu — COeAUHSIOIE UX MOCTHI:

CceBepHBIN Oeper

MaJblil OCTPOB 60JIbIIION OCTPOB

I0KHBIN Oeper

B rpade ectb kpaTHBIE pEOpa, OTBevYanInye 3a pa3Hble MOCThl MeXy AByMA
BepurHaMu. Mbl XOTUM HalTU IIyTh, KOTOPHIM IPOXOAWT II0 BCeM péOpam POBHO
110 OJHOMY pasy (MyTb MOXEeT IPOXOAUTDh Yepe3 HeKOTOphble BepIIHEI O0JblIe Of-
HOTO pa3sa). J[pyruMu cJjioBaMu, Hac UHTepecyeT, MOXCHO JTU Hapucoeams epag, He
ompeleaa nepa om dymacu.

Diijiep npuAyMaJl IPOCTON M U3ALTHBIN OTBET Ha 3TOT BOIIPOC: HE0OX00UMO U
docmamoyHo, Umoobsl epag 6vLT casA3eH U UMobbl cmeneHb 8CeX GepULLH, KPOMe, G03-
MOJICHO, d8yx (Hauaa u koHya nymu), 6vuta uémua (ynpaxHenue 3.26). 310 00b-
ACHSET, MoYeMy HeJlb3s 000ITH Bce MOCThl KéHurcoepra no oqHoMy pasy: cTeleHU
BCeX YeThIPEX BEPIINH HEUETHHI.

B TepMuHax 3anau noucka: BxoaoM 3adauu o6 siinepogom nymu (Euler path)
ABJAETCA rpad, a pemeHreM — IyTh, TPOXOJAMMI 10 KaXI0My peOdpy pOBHO IO
omHoMy pasy. U3 kputepus Diljlepa cjleflyeT, UTO 9Ta 3ajjaua MOXeT ObITh pellieHa
3a MOJIMHOMUAJIbHOe BpeMs (paccyxaeHre Dijiepa yKa3blBaeT MCKOMBIL MYTh).

[TouTtu 3a TeEICAYY JIeT O 3TOr0 KalIMHPCKUM MO3T 1o nMeHu Pyapara 3agan
cJieAyI0IUE BOIIPOC: MOXHO JI XO[0M KOH: OOOMTU BCe KJIeTKU IaxMaTHOU A0C-
KU, I0OBIBaB B KaX O KJIeTKe POBHO OIUH pas3, U BEPHYThCA B UCXOAHYIO KJeT-
Ky? CHOBa nojlyyaeM 3ajauy Ha rpade: B HEM 64 BepUIMHEI (KJIETKU); OBE KJIETKU
coeiHeHbl peOpoM, ecy 3a OAUH XOJ KOHEM MOXHO U3 OJHOI IONacTh B ApY-
ryio (B TakoM cjlyyae KOOpAWHATHEl 3THUX [BYX KJIETOK [10 OJHOMY HalpaBJIeHUIO
pasz/muaiTca Ha 2, a o gpyromy — Ha 1). Ha puc. 8.2 nokasaHa vacth rpada, co-
OTBETCTBYIOIIAasA JIeBOMY BepXHeMy yIily JOcKU. MoxeTe Ji1 BBl HAalTU HCKOMBIT
MapuipyT?

Kak Bupgure, 3gech Tpebyetcs 060UTH IO pa3y Bce gepwiuHsl rpada, a He Bce
pébpa Kak B 3aJjaue Diijlepa. AHaJIOTUYHBII BOIPOC MOXeT ObITh ITOCTaBJieH He
TOJIbKO I IIaXMaTHOM JIOCKH, HO U i jno6oro rpada. IlosyuaeM 3adauy o ea-
MITbMOHOGOM YUKJIe: HAUTU B JAHHOM rpade IIUKJI, IPOXOLAIMIUI Yepe3 Bce Bep-
mMuHE Tpada 1o OJHOMY pasy, WM COOBIIUTh, 9To Takoro HeT.! 3ajaua oueHs mo-
X0Xa Ha 3a7ja4yy KOMMUBOSKEPA, U MOJMHOMUAJIbHBIX aJTOPUTMOB [JI1 Heé Heus-
BECTHO.

B opuruHaie KHUIM aBTOPH HA3HBAIT JAAHHYIO 3ajady 3ajadueil PyqpaTel M 3aMevaloT, uTo eé
B XIX Beke IepeoTKPhLI UPJIAHJCKUI MaTeMaTHUK ['aMUJIbTOH — TOT CaMbll, B 4eCTh KOTOPOro Ha3Ba-
HBI FaMIJIbTOHHMAHH B Gu3KKe. B pycckoM nepeBojie COXpaHeHO TpaJUIOHHOe Ha3BaHue — 3adayd 0
2aMUTbMOHOGOM YukJie. — IIpum. nepea.



236 I'maga 8. NP-nosHble 3adauu

Puc. 8.2. Xoapl KOHA B yTIJly JOCKHU.

B 3azaue o siisiepoBoM IyTH HEOOXOOUMO 0OOUTH BCe pédpa, B TO BpeMs Kak
B 3a/laue 0 raMUJIbTOHOBOM IHKJIe HY)XHO 000MTHU Bce gepwuHbl. Ho ecTsh emfé u
Apyroe pa3ymyue: B IepBOI MBI UIl[eM IIyTh, @ BO BTOPON — LUKJL JTO, OAHAKO, HEe
MPUHIANNAIBHO: MOXHO UCKATh 2AMUTbIMOHOG MYMb, IPOXOJAMNI BCe BEPIINHEI
10 OJJHOMY pa3y, 1 3Ta 3aja4ya Tak Xe CJI0XKHa, Kak U 3ajjaya o IjukJje (CM. Huxe).

Pa3pe3ss! U OGHCeKIUN

Paspezom (cut) HaspiBaeTcA MHOXECTBO péOep, IPU BHIKMIBIBAHUN KOTOPOTO
rpad Tepser cBA3HOCTb. B 3adaue o MuHUMaTHOM paspe3de (minimum cut) mo
JaHHoMy rpady u 610mpKeTy b He06X0AUMO HAaUTH paspe3 u3 b (W MeHblie) pé-
6ep. Hanpumep, MuHuMasbHbBIN pa3pe3 rpada puc. 8.3 umeert Bec 3. DTy 3aaa4dy
MOXHO pellllTh, BEIYMCJIMB MaKCUMaJbHBIN MOTOK n — 1 pa3: NpUCBOUM KaXJI0-
My peOpy rpada MpoIycKHYI0 criocoOHOCTh 1, 3aduKcupyeM Kakyo-HUOYIp Bep-
myHy rpada U HaluAEéM MaKCUMaJbHBIM IOTOK M3 3TOM BEPIIWHBI IO KaXJOU U3
ocTaBIIMXCA BepminH. MuHNMMasbHaA BeJMYMHA 3THUX IIOTOKOB OyneT paBHa (10
TeopeMe O MaKCHMMaJlbHOM IIOTOKe X MUHHMMAaJbHOM paspe3e) MUHHUMAJIbHOMY
paspe3y. (Mbl BuJies coBCeM JIPYTroN BEPOSTHOCTHBIN aJITOPUTM [T 3TOU 3a1a4u
Ha c. 137.)

J1a mHOrux rpados (B ToM uucie rpada puc. 8.3) MUHUMAJILHEIN pa3pes OT-
coequHseT OT rpada oHy BepIIUHY (COCTOUT M3 Bcex pEOep, MHIMAEHTHBIX Ka-
Koii-To BepuirHe rpada). boslee MHTepecHB! pa3pes3bl, KOTOPbe pa3desiloT Bep-
muHE rpada Ha JBe COMOCTAaBUMEIE [0 pa3Mepy 4YacTu. B 3adaue o cbanarncupo-
8aHHom paspe3e (balanced cut) mo maaHOMY rpady c n BepmMHaMu U OI0KETY b
HeoOX0AUMO HailTu pa3bueHue BeplInH rpada Ha iBa MHOXecTBa S u T, [y KO-
toporo |S|, |T| = n/3 u mHoxectBa S u T coemuHeHB! He Gojiee yeM b péGpamu.
OuepenHas TpyaHas 3agava...

BoT npuMep npakTHuecKol CUTyaluu, Ie [oje3Hbl coaaHCcupOoBaHHbIe pas-
pe3sbl. IlycTh Ha KapTUHKe HYXKHO BBIJIEJIMTh 00beKTH (CKakeM, OTJe/MTh CJIOHA OT
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Puc. 8.3. KakoB MUHMMAJILHEIN pa3pe3 B 3ToM rpade?

)

3eJIEHOU TpaBhl U cuHero He6a). [TocTpoum rpad, rie KaxaoMy MUKCeEo n300pa-
XeHus OyJeT COOTBETCTBOBATH BepIIMHA U Ie jBa MUKCEJI COeAUHEHBI peGpoM,
€CJI1 OHHU PACIOJIOKEeHHI PAAOM U UMEIOT NOX0oXHUe IBeTa. Toraa oTAebHOMY 00b-
eKTy KapTUHKU (CJI0HY, Hanpumep) OyeT COOTBETCTBOBATh MHOXXECTBO CHJILHO
CBA3AHHBIX JIPYT C ApyroM (U cjabo CBA3aHHBIX C OCTaJbHOM YacCThI0) BEPIINH.
MuHuMaIbHBIN cOaaHCUPOBAHHBIN pa3pe3 pa3fie/IMT BepIIMHBI Ha /IBa KJjacTe-
pa, He pa3pe3aB 00bEKTH — CKakeM, CHavasa OH MOXeT OTIeJTh CJIOHa OoT Heba
1 TpaBhl, a TOCJIeAYION[HI pa3pe3 BTOPOM yacTu pa3femTt HeGo u Tpasy. [1ono6-
HbIe 3aJjaul Has3bIBAIOT KJiacmepusayuetl.

IlesiounciieHHOE JIMHENHOE IPOrpaMMHUPOBAHIE

Kak Mbl yoke Buie/ B IJ1aBe 7, CUMILJIEKC-MeTO/ He [TOJIMHOMUAJIeH 110 BpeMeHHU,
HO M3BEeCTHBHI U MOJMHOMMAaJbHbIE aJTOPUTMEI pellleHUsA 3afay JIMHEHHOro Ipo-
rpaMMUpPOBaHUsA, TaK 4TO 3Ta 3a7ada 3(PpPeKTUBHO peliaeTcs U B TEOPUH, U Ha
npakTuke. Xyxe 00CTOUT [eJIo, eCJI HaC MHTePeCyI0 T TOJIbKO LieJible 3HaueHus Ie-
peMeHHBIX. DTa 3a7ja4a Ha3kIBaeTcs 3adauell YesroulcieHHO20 JIUHeiH020 Npocpam-
muposarua (LJII; integer linear programming, ILP). B Buze 3ajauu movicka oHa
BHITJBIIUT TaK: JAHO MHOXECTBO JIMHEHHBIX HepaBeHCTB AX < b, rie A — maTtpu-
1ja pa3Mepa m X n, a b—BeKTOp AyWHBEI Mm; KpOMe TOro, JaHa mejeBas QyHKIUs,
3aJlaHHas BEKTOPOM C pa3Mepa 1, a Takxe yesb g (aHasor 610/pKeTa B MaKCUMI3a-
MOHHBIX 3a/1a4yax). HeobxomMo HaTH HeOTpULIATEJIbHBIN Y es104UC/TeHHbL BEK-
TOp X JUIMHBI N, 1151 KoToporo Ax<bwuc- x> g.

Kak BuHO, HY>)HO HaliTH BEKTOP, YAOBJIETBOPAIONINI HEKOTOPHIM JITHEHHBIM
HepaBeHCTBaM (B Hamlel GopMyJHIPOBKe OrpaHHUYEHNE C - X == g MOXHO IpHUCoeau-
HUTD K cUCTeMe HepaBeHCTB Ax < b). Takum o6pasom, no JaHHEIM A u b HyXHO
HaMNTH BEKTOP X, JIA KOTOPOro AX < b, 1w ke cooBIIUTh, YTO TaKOTo HeT. Dddek-
TUBHBIN aJITOPUTM 1A TAKOU 3a/ja4¥ OBLJI OBl Ype3BbIYAlIHO [10JIe3eH Ha ITPaKTHKe,
HO TaKoH aJrOpUTM JI0 CUX IIOp He NpUAyMaJu.

EcTh Takke o4eHb clieniMabHBIN CJIydall 3TOU 3a/jauul, KOTOPHIH yXe TpyHeH:
HeoOXOMIMO HalTU BEKTOP X, COCTOSAMUI TOJIbKO M3 HyJIel U eJUHUL], 71 KOTO-
poro Ax =1, rge A— marpulia pa3Mepa m X n, COCTosmas U3 HyJlell U eJMHUIII,
a 1 —BeKTOp JyMHBI M U3 OAHUX eJUHUIl. DTO AeVCTBUTEJbHO YaCTHBIN CJIyYan
(cm. pazpen7.1.4); Ha3oBEM ero 3adayeli 00 ypasHeHUsAX 8 Hystax u eouHuyax (YHE;
zero-one equations, ZOE).
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M=l nmpyBeM HECKOJIBKO NPUMEPOB 3334 MOKCKA: OJHU PEeIMIalTCsA 3a MOJH-
HOMHAJIbHOe BpeMs, a JpyTrHe, XOTA U MOXOXHUe, 0 CUX IOp TaKOMY pPelIeHHI)
He nofaoTcsa. MBI IpuBeEM ellé HeCcKOJIbKO 3a/jad, KOTOpble HaM OHAA00ATCA
JaJibllle, IpY CPaBHEHUU CJIOXKHOCTH 3aJja4; HeTepIieJMBble YUTATE MOTYT I10-
Ka 3TO MPOIYCTUTD U NepelTu K paszesly 8.2 (1 Bo3BpamaThcs, KOTaa 3TH 3a4a4u
OyayT yIOMUHATHC).

TpéxnoJibHOEe couyeTaHue

BcnomHUM 3a7jauy 0 HapocoyeTaHUH B IBYA0JIbHOM rpade: JaH [ABYAOJbHBIHN rpad
¢ pgoyAMM pa3Mepa n (yCJIOBHO TOBOps, n MaJIbYMKOB U n JieBouek); Tpebyercs
HaWTU n pébep, He UMEIIINX OOIMINX BEpIIVH, WM COOOIIUTh, YTO TAaKUX HET.
B pazpesie 7.3 MBI BUJie/M, KaK pelliuTb 3Ty 3ajady, CBeJd e€ K 3afjaue O MaKCH-
MaJibHOM moToke. Ho a1 Gostee obmielt 3adauu mpéx0o/mHozo couemarus (3D
Matching) noymHOMMaBHBEIN aJTOPUTM NpUAyMaTh He yaaérca. B HOBo mocra-
HOBKE KpOMe 11 MaJIbYMKOB U N [eBOYeK eCTh ellé 1 n JOMAaIIHUX XUBOTHHIX, a
BMeCTO pébep 3aal0TCA MpoliKU, COCTOALNE U3 MaJbiMKa, JeBOYKU U )XKHUBOTHO-
ro. Tpoiika (b, g, p) o3Ha4aeT, 4YTO MaJIbYMK b, IeBOYKA g U )KUBOTHOE P YKUBYTCA
JApyrT ¢ apyroM. MBI XOTUM HaliTH n HellepeceKarIUXCs TPOeK, CO3aB TeM CaMbIM
1 CYACTJIMBBIX «CeMeli».
Buure jm BH pelieHue Ha puc. 8.4?

Puc. 8.4. Ilpumep 3aaaun 0 TPEXJOJBHOM cOUeTaHUU. TpeyroJbHUKHA 0603HAYaT JOITy-
CTHMBbIe BapUaHTHI.

Bryiagumup Bepa

Bopuc Hapexna

Anppeii Jio60Bb

KOIIIKa cobaka  KaHapelka

HeszaBucumoe MHOXECTBO, BEPIITNHHOE ITOKPBITHE U KJIMKA

B 3adaue o He3asucumom MHox*cecmae (independent set problem), KOTOpyto MBI yxke
paccMaTpuBayM B pazzesie 6.7, Ha BXo[ Jaércsa rpad U 4McJio g, a HAlUTH HeoOXo-
MO g BepIINH, HUKaKUe JiBe U3 KOTOPHIX He coelHeHbl pe6poM. MoxeTe
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BBl HalITWU TPU Takue BepIIMHHL B rpade Ha puc. 8.5? A uetsipe? U3 paszesna 6.7
MBI 3HaeM, 4TO JyIA JepeBa 3Ta 3ajaya IpocTas — HO [JIA IPOU3BOJIbHEIX I'padoB
NOJIMHOMUAJIbHBIN aJTOPUTM Hen3BeCTeH.

Puc. 8.5. KakoBo MakcuMalbHOE He3aBUCUMOE MHOXECTBO B 3TOM rpade?

Ectp MHOro Apyrux 3ajgad noucka i rpados. B 3adaue o eepwurHoOM no-
kpuimuu (vertex cover problem) mm1 maHHOro rpada u uncya b TpebyeTcs HalTH
b BepIMH, KOTOpBIE «3a/€BAIOT» KaxJoe pe6po ([ mo6oro peGpa rpada xors
6Bl OJJH U3 KOHIIOB pedpa JIeXXUT B 3TOM MHOXecTBe). MoxeTe Jii BBl IIOKPHITh
Bce pébpa rpada puc. 8.5 cembio BepuinHaMmu? A mectbio? Kak cBsizaHa 5Ta 3a/a-
4a ¢ 3aja4ell 0 He3aBHUCHMMOM MHOXeCTBe?

3adaua o eepuiuHHOoM nokpsimuu (vertex cover problem) sBJA€TCA YaCTHBIM
cJlyyaeM 3a7jaui O MOKPBITUM MHOXecTBaMu (CM. IJiaBy 5). B 3ajaue o mokpbl-
TUY MHOXeCTBAMU Ha BXOJ AAI0TCS MHOXeCTBO E 1 HeCKOJIbKO ero NoAMHOXEeCTB
Si, --» Sy @ TakXKe yncsio b. Haliti Heo6xomuMo b u3 3aJaHHBIX IIOJ]MHOXECTB,
obbeuHeHre KOTOphIX NMoKpeiBaeT E. (Kak cBecTu 3afauy o TPEXAOIBHOM cove-
TaHWU K 3a/1a4e O MOKPBITUM MHOXeCcTBaMu?)

B 3amadye o BepIIMHHOM IOKPBHITUM dJleMeHTaMu E sABjoTCA pébpa rpada,
a Jyid KaxJo! BeplIMHBI rpada ecTb MHOXECTBO S;, cofiepxaliee Bce CMeXHble
c Hell pébpa.

Hakownern, B 3adaue o ksuke (clique problem) mo manHomy rpady u uuciy g
HeoOXOAVMO HaNTH MHOXECTBO M3 g BepIINH, KaXJple JBe U3 KOTOPhIX COeU-
HeHBl pe6pom. KakoB pasmep MakcMMasbHOHN KJMKHU B rpade Ha puc. 8.5? Kax
3ajJlaua o KJMKe CBf3aHa  3a7jauell 0 He3aBHCHMOM MHOXecTBe?

MakcuMaJIbHBIH ITyTh

MsI yxe 3HaeM, 4TO 33jja4ya O KpaTyauiiem myTy B rpade pemaercsa 3PpHeKTUBHO.
A 9TO MOXHO cKa3aTh Mpo 3adavy o makcumamHom nymu (longest path problem)?
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B Het1 gan rpad G ¢ HeoTpUIaTeIbHRIMU BecaMu Ha pEOpax v ABYMs BhIJleJIeHHBI-
MU BeplIMHaMU s U t, a Takxe yncio g. Haiitu Heo6xoqumo IMyTh U3 S B t CyM-
MapHoOro Beca He MeHbllle g. EcTecTBeHHO, MBI IIpefiosaraeM, 4To IyTh JOJDKEH
OBITh IPOCTHIM (He 3aXOOUTh ABAX /Bl B OHY U TY XK€ BEPUINHY).

OdPeKTUBHBIX aJIrOPUTMOB [jIA 3TON 3a/auu (KOTOpOoM MOrym OBl 3aMHTepe-
COBaThCA XKYJMKU-TAKCUCTHL) TOXe [T0Ka He HallI.

Prok3ak u CyMMa NnmoaMHOXeCTBa

BcnomuuMm 3adayy o prok3ake (knapsack problem), yxe paccMoTpeHHyI0 Hamu
B paszesie 6.4. B Hell 3afjaHBl IleJIOUKCJIEHHBIE Beca Wi, ..., W, U CTOMMOCTH
vy, ..., V, OJI n ipeaMeToB. Takke 3a/iaHa rpanura W s Beca v iesib g (epBBIi
rnapaMeTp ecTh B UCXOAHOM ONTUMU3ALMOHHONI 3a4aye, BTOPOI napameTp Jo0aB-
JleH I TOro, 4ToObl MOJIy4uTh 3ajady novcka). Heob6xoayuMo BEIOpaTh HECKOJb-
KO IpeMETOB TaK, YTOOBI X CyMMAapHBIH Bec He npeBbImal W u 4TOOH B TO XKe
BpeMs UX CyMMapHas CTOMMOCTh Obljia He MeHblIle g. Kak 0ObIYHO, ecy TaKoi
BO3MOXHOCTH HeT, TpeOyeTcsa coo0ImuTh 06 3TOM.

C nIoMOIbI0 AMHAMNUYECKOTr0 MPOrpaMMUPOBAHUA B paszesie 6.4 Mbl pa3pabo-
TaJI1 aJTOPUTM I 337244 O pIoK3ake co BpeMeHeM pa6oTtsl O(nW). Mbl oTmMeua-
JIM, YTO 3TO DKCIOHEHIMAJbHOE BpeMs paboThl, IOTOMY YTO B KauyeCcTBe MHOXU-
TeJsiA OHO BKJnouaeT W, a He log W (pa3mep aBonyHoM 3anvicu yncyia W). Ecte u
JApPYroy aJTOPUTM C SKCIOHEHIIMAJbHBIM BpeMeHeM pabOoThl: MPOCTO nepebepéM
Bce 2" BO3MOXHBIX BADUAHTOB BHIOOpA. A BOT CYIIECTBYET JIA [JIA 3TON 3a[auu
MOJIMHOMUAJIbHBIN aJTOPUTM, HEU3BECTHO.

PaccmoTpyM Tenepb BapuaHT 3aadyM O plOK3ake, B KOTOPOM 4ucCJIa Ha BXOX
JalTCA B YHAPHOU CHUCTeMe CUMCJIeHWA: HalpuMmep, Yucjio 12 3anumercs Kak
IIIITIIIIIII. flcHO, 4TO Hepa3yMHO 3alMChIBaTh YMCJIa TAKUM 00pasoM, HO TeM
He MeHee MBI MMeeM IIOJIHOe IIPaBO OIpele/MTh TaKylo 3ajady IIoucKa, KOTO-
pyio GymemM Has3bIBaTh yHapHouU 3adaueli o prok3axke (unary knapsack problem).
M=l yxe 3HaeMm, 4To 3Ta (MCKycCTBeHHas) 3ajada peliaeTcs 3a NOJMHOMUAJbHOE
BpeMH.

A BOT elll€ OIH BapUaHT: IIyCTh BeC KaXXI0To [IpefMeTa paBeH ero CTOMMOCTH
(u Bce yncJia JaHBl B JBOMYHOM CUCTEME CUHCTIEHNA), a Takxke g = W. TIpoposmkas
HCTOPUIO C BOPOM, 3/1eCh MOXHO cKa3aTb, YTO Bce IIpeMeTHl NPeJICTaBJEIOT CO-
6011 30J10TEIe CJIUTKU (pa3HOro Beca) U BOp XoueT 3abuTh UMM CBOU PIOK3aK MO
3aBA3KY. SICHO, 4TO B 3TOH 3ajaye HaM MPOCTO HAZ0 HAWTU B JAHHOM MHOXECTBE
(nm faxe MyJIbTUMHOXECTBE, €CJIM €CTh OBTOPSIOIHECS YKCJ1a) TOAMHOXECTBO
¢ cymMMmon W. DTO YacTHBIM CJlydall 3aJauy O pIOK3aKe — OBITb MOXET, XOTs OB
JUI1 Hero ecTb IOJIMHOMHUAJIbHBIN ayropuTM? OkasbiBaeTcs, YyTo 3Ta 3ajava, Ha-
3pIBaeMas 3adaueti o cymme noOMHoxcecmaa (subset sum problem), Toxe o4eHb
TpyaHa.

Ho pa3 yx 3azaua o cymme IOAMHOKeCTBa He nporrie oOIiell 3aauy 0 proK3a-
Ke, TIOUYeMy STOT CIelMaJbHbIH cilydyail nHTepeceH? [ToToMy 4TO OH npocmo ¢op-
MyJIUpyemcs, 1 Koraa Mbl OyieM CBOMTh 3aJa4M [TOKCKa pYT K JIpyTy, TaKue Ipo-
CThle 3TaJIOHHBIE 3a/laul, KaK 3ajjauya O cyMMe [IOJMHOXeCTBa U 3aJayda 3-BBIIIOJ-
HUMOCTY, OyAyT O4eHb MOJIe3HHI.
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8.2. NP-nmoJmHbIe 3aauyM: onpeaesieHus U IpUuMephl

IIpocTeie U TpyaAHBIE 3aja4YM

Kak Mbl BuesM, HeGOJbIIOe N3MEHEHNE YCJIOBUS MOXET PaJUKaJibHO YIPOCTUTD
3a7a4y. BoT HEKOTOpBIE IPUMEpHI:

TpymHble 3agauu (NP-nosHbIe) npocTsie 3aaauu (13 P)
3-BBIIIOJIHUMOCTD 2- (1 XOPHOBCKasi) BBIITOJIHUMOCTh
KOMMUBOSXED MHHUMAaJbHOE MOKphIBaloIlee JepeBo
MaKCUMaJbHBIH MYTh KpaTyaiiiui myTh
TPEXIO0JbHOE coueTaHue JBYJIOJIbHOE ITapocoYeTaHne
pIOK3aK YHaApHBIN pIOK3aK
He3aBHCUMOe MHOXeCTBO He3aBHCUMOe MHOXeCTBO B JlepeBbsX
LJTI JII1
raMuJbTOHOB IIyTh 3I1JIepOB MyTh
cbaslaHCHPOBaHHBIN pa3pes3 MHHUMAaJbHBIN pa3pe3

B npaBom cTos0Iie pyUBeNeHbl 3ajauy, AJI1 KOTOPBIX MBI yXKe 3HaeM 3ddek-
TUBHBIE aJTOPUTMEI. A BOT [J11 3a/a4 JIeBOTO CTOJOLA UX He YAAETCA NpUuayMaTh
B TeueHHe HeCKOJIbKUX AeCATUJIeTU.

PazHble pocThie 3a4auy MPOCTHI I0-CBOeMY (TZie-To ToMoraeT JUHaMHUYecKoe
porpaMMHpoOBaHue, rae-To NOTOKU B CeTAX, IIOMCK B rpade, XaaHble aTOPUT-
MBI). A BOT BCe 337]a4 JIEBOT'O CTOJIOIA CJIOXKHEI 10 OJHOW U TOHM U MPUYUHE: BCE
3TH 3a/Ja4M 5K GUGWIEHMHbL, JEOOYI0 M3 HUX MOXHO CBeCTH K Jio60i1 apyroil. Mox-
HO CKa3aTh, YTO 3TO I10 CyL[eCTBY OJHA 3aJaua B pa3HbIX BapHaHTax.

Kmaccel P u NP

MEI TOTOBBI OIIPENEIUTh JIBA BaXKHBIX KJlacca 3afad. HamoMHuM, 4TO 3afada Iouc-
Ka 337a€TCs aJTOPUTMOM 6, KOTOPHIH 110 BXO/Ty 3a/ia4yu [ ¥ KaHAUAATY S BBIIAET
true TOrAa W TOJBKO TOTAQ, Korga S ABJiAeTcA peumieHueM Ay I. Bpemsa paboTel
%6(I,S) noJoKHO GBITH OTPAaHNUYEHO MMOJIMHOMOM OT JIMHBI Bxoma |I|. Yepe3 NP mot
0003Hauaem KJjiacc acex 3a0ay nouckd.

MBI ye 3HaKOMbI CO MHOTHMHM 3ajJladyaMHM ITOMCKa, KOTOPBIE pPelalTcs 3a Io-
JMHOMUAJIbHOE BpeMs. J[JI1 TaKuX 3aJja4 CyI[eCTBYET aJTOPUTM, KOTOPHIN MTOJIy-
YyaeT Ha BXOJ ycJIoBue | U 3a MOJMHOMUAJBHOE OT |I| Bpems JmbGo BBIIAET pelle-
HUe, MO0 COOBIIaeT, UTO peleHns HeT. Kutacc 8cex 3a0ay noucka, Komopsie Mozym
OblMb peuleHsl 3a NOJUHOMUATbHOE 8peMs, obo3Hauaemcs yepe3 P.

CyIecTBYIOT JIM 3a/1a4¥ IIOMCKa, KOTOPble He MOTYT ObITh pellleHbl 3a MOJIHO-
MuasbHOe BpeMs? JpyruMu cJIoOBaMU, BEPHO i, 4TO P 7 NP? BoJIbIIMHCTBO cIie-
[MAJIMCTOB IOJIATAIT, YTO A — TPYJHO MPeACTaBUTh cebe, YTO BCeraa MOXHO U3-
6exaTrh IKCIOHEHINAJIbHOTO epebopa U YTO CymecTBYeT (JI0 CUX MOP He OTKPHI-
THIN, HECMOTPS HAa MHOT'OJIETHHE YCUJIMS) MEeTOZ, TT03BOJIIO LU peliaTh Bce 3a/ia-
yu u3 NP. Jlpyras npuunHa: MOvcK He CJIMIIKOM JA/IMHHBIX JI0OKa3aTebCTB MaTeMa-
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ITouemy P u NP?

Jlerko morafaThCs, YTO P MPOMCXOOUT OT CJIOBA «IIOJMHOMUAJBHEIN» (polyno-
mial). Ho oTtkyma B3sioce NP? He ot «no problem» (coBcem HaoGoport!), a
oT cJjioB «nondeterministic polynomial time» — He ieTEepMUHHPOBAaHHOE MOJIMHO-
MUaJibHOE BpeMsA. B nepsoHayasbHOM olpezesieHny kiacca NP paccmartpuBa-
JIMCh «HeJleTepMUHUPOBaHHbIE aJTOPUTMBI», KOTOpble KaKHMM-TO YyAOM MOTJIA
yragpiBaTh, Kakoe JielicTBHe UM HYXHO coBepmuTb. Kyacc NP ucxomHo ompe-
JIeJIICA He KakK KJIace 3374 [TOVCKA, a Kak KJacce 3aday paspeweHus (decision
problems), Tpebymomux oTBeta Aa/HeT. (IIpuMep: cyiiecTByeT i HaGOp, BbI-
NOJHAI MK AaHHYI0 GopMyiny? HefeTepMUHUPOBAHHBIN aTOPUTM yraJplBal
Y IPOBePsiJI TAaKOM HaOOop 3a moJmMHOMMabHOe BpeMs.) Toraa Takue 3amaqu ObI-
Jm 60Jiee PUBBIYHBIMU B CUJTy TPaJUIIMU TeOpuHr (POpMaJbHBIX A3bIKOB.

TUYeCKUX TeopeM JiexuT B NP (mpoBepka 3amnmcaHHOro GopMabHO JoKa3aTeb-
CTBa MOJIMHOMUAJIBHA), TaK YTO paBeHCTBO P 1 NP B KakoM-TO CMBICJIE 03HAYAJIO
OBbI, YTO MaTeMaTUKU He HYXHBI. ECTh U IpyTHe MPUYMHBL JyMaTh, 4To P # NP— Ho
BOIIPOC O paBeHCTBe kJaccoB P 1 NP ocTaércs oaHON M3 BaKHENIINX HepellEHHBIX
MaTteMaTHUYeCcKUX MpodJieM.

Emé pa3 o cBeqéHusAx

ITycTh MBI COTJIACHIIMCH, YTO P 7 NP — HO moueMy CJIOKHBI KOHKPETHBIE 3a/1a4U B
JIeBOM CTOJI0Ile Hamel Tabymipl? J[esio B TOM, YTO B HEKOTOPOM CMBICJIE BCE 3TU
3aJauu SKBUBAJIEHTHHI (CBOJATCA OJHA K APYyroii); OoJiee TOro, OHU MaKCUMAaJlbHO
cJIOXHH B Kjacce NP: ecsm OBl Kakas-TO U3 HUX PemIajiach 3a MOJMHOMUAJIBHOE
BpemsA, TO U Boobige Bce NP-3a/jaun pemaymich 661 3a MOJMHOMUAJIBHOE BPEM.
YTto6hl JoKa3aTh 3TO, UCHOJB3YIOT caedéHuA (reductions), KOTOpbIe MepenuchiBa-
0T OJJHY 3a/lauy B TepMHHAaX Jpyromn.

B rnaBe 7 MBI yXke BUIEJM IPUMEPBI CBEIEHUA OJHOM 3a4auyu K Apyrou. Ipu-
BeJIEM TOYHOE OmpeJiesieHre [y 3aa4 novicka. CeedeHueM 3a/jauy TTOMCKa A K 3a-
Jlave TIovicKa B Ha3bpIBaeTCsA Mapa MOJMHOMUAJIbHBIX aJTOPUTMOB f M h ¢ TAKUMU
CBOVICTBAMU: YTOOBI HAWTU pellleHre 3a/a4uu A 4Ji1 Bxoja I, JOCTaTOYHO PElNnTh
3agauy B s Bxoma f(I) v K MOJly4eHHOMY peIleHUI0 S TIPUMEHUTh aJToOpyuT™M h
(cMm. muarpammy Huxe). A ecym v B aiia Bxoga f (I) HeT pellieHUs], TO He JOJTK-
HO OBITh pelieHUsA U y A g Bxoma [. UMest Takve amopuTMbL f U h, Mbl MOXeM
MPUCIIOCOOUTH aJTOPUTM 3a7auu B [y penteHus 3agauu A (COXpaHsAs MOJITHOMMU-
aJIbHOCTB).

aJTOPUTM U1 A
0 peutenue S s f (1) " peleHHe
cJIOBUE m
- R y - aIZ.(T)I}l:I;TM h(S) ama I
Het pemenuit gy f (1) .
» HeT pellleHui A [
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JlBa B3rJr11a HA CBOAMMOCTD

C TOYKHU 3peHusA IpaKTHKa CBeJieHUe 3a4aui A K B 1o3BosseT OBICTPO pemiaTh
3ajavy A, UCMOJb3ys FOTOBBIE OBICTPBIE aJTOPUTMEI [y1A B. Ho B 3TOI r/1aBe MBI
IIOAXOAVIM K CBeJeHUAM KaK TEOPETUKH U 3aMedaeM, YTO eCJM TpyAaHad 3afada A
cBOUTCA K B, TO 1 B TpyaHa.

Ob6o3Hauas cBejeHNe A K B uepe3

A— B,

OyzeM TOBOPUTb, UYTO CJIOHCHOCTMb YBEJMUMBAETCS B HAIpaBJIeHHMU CTPeJKU,
a 3(pdeKTHBHBIE aJTOPUTMBI IIEPEHOCATCA C OOHOM 3a7auyu Ha APYTyl0 B 00-
paTHOM HampaBJjieHuu (pucyHok 8.6). 13 mo6oii NP-3ajaum BeJET cTpeska K
NP-nosHO# 3amave, MO3TOMY MOJMHOMMAJBHBINA aJroOpuTM I (KaKoi-b0)
NP-nosHOM 3afjauu pacinpocTpaHuiics 6ul Ha Bce NP-3agaun.

Puc. 8.6. Knacc NP cofepxurt kyacc P. Ml He ymMeeM JOKa3bIB3Ph, YTO OHU HE COBIaja-
10T. Ho mpo HekoTOpkle 3a8aun MBI 3HaeM, 4To oHU NP-nosubl (camble TpyaHble B NP):
ecsm P # NP, To st (NP-TioJIgI€e) 3a5auM 3aBejoMO He JiekaT B P. U3BeCTHO Takxke, YTO
ecm P # NP, To HaliyTCsA U MPOMEXYTOUHbIe 3aauu (¥e B P 1 He NP-OJHbIE).

NP

NP-noJiHbIe

yB7queHHe CJIO)KHERTH g

CBeneHusA mpaHsumu

f nh (cm. muarpammy Ha c. 242). Ecw (fu5, hag) 4 (fpc, hpe) 3amatoT cBeneHus
A— B uB— C, T0o cBefieHUe 0T A K C 3a[1aéTCA KOMIO3ULUAMUA 3TUX IPOIeayp:
fBc © fap IEPeBOIUT BXO[ 3a7jauu A BO Bxof 3a7auul C, a hyp o hp- MO peleHuio
Ui 3afaun C CTPOUT pellleHne AJid 3aja4yu A.

Taxum o6pazoM, ecym Mbl Jjokazamd NP-noyHoTy 3agayu B (To ecTh ycTaHO-
BUJIM, UYTO K Hel cBomuTtcs Jro6asa NP-zajmaua A), a Takxke ceesm B kK C, To u
3amavya C 6ymetr NP-mosmHou (ymo6as NP-3apgaua A cBogures Kk C yepes B).
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Terniepb MBI FOTOBBI OIIpeNe/IMTh KJIACC CAMBIX TPYAHBIX 3a7jay IIOKCKa.

3amaua movcka HasbiBaeTcss NP-ITOJIHOI, ecm Jro0ast 3a/1aua MovcKa K Hekl
CBOJIUTCHL.

Ha nepBrIii B3/ HENOHATHO, KaK BOOOIIe MOXHO J0Ka3aTh, 4YTO JIE00OasA MBICIIU-
mas NP-3ayjaua cBoauTCsA K JAHHOM KOHKPETHOH 3ajjaue. Tem He MeHee 3TO BO3-
MOXHO, 1 B JIEBOM CTOJIOIle Hallleil TabMIIbl TpeJicTaBJieHbl HarboJlee N3BeCTHbIe
Takue npumepbl NP-noysHbBIX 3azau. B pasgesie 8.3 Mbl yBUMM, KakK 3TU 3aaydd
CBOJATCA JPYT K APYTY U IToueMy JroOble 3a4auul ITOKMCKa CBOLATCA K HUM.

PasJjio)xeHre HA MHOXWTEJIA

MelI npuBer MHOTO IPUMEPOB 3a7ad 13 kjacca P u NP-nosmHeix 3aga4, HO ObIBa-
I0T U IPOMEXYTOUHblEe CUTyal[UU. B Hauasle KHUTY MBI TOBOPMJIM 00 U3BECTHOMN
Tpy[HOH 3ajade daxkTopusanuu (pasyoxkeHNHd Ha MHOXUTeM: TpebyeTcs Npef-
CTaBUTh YMCJIO KaK Mpou3BeieHNe MPOCThIX). XOTA MBI He 3HaeM MOJMHOMMAJIb-
HOTO aJTopUTMa i1 3TOM 3a[jauy, He MOX0Xe, YTOOBI 3a/javua ¢pakTopusanuu Obl-
ja NP-moymon. (MoXHO [0OKa3aTh, YTO OHa BXOAUT B kKjacc NP.) B orymune ot
tunuyHbix NP-3a/jau, oHa Bcerja nMmeeT pelleHue; Apyroe oTjmyre (BO3MOXHO,
CBs3aHHOE C IpeJplAyIINM) 3aKJE0YAETCA B TOM, UTO 3Ta 3a7adya MOXeT ObITh 3¢-
(dexTUBHO pelleHa Ha (moka Boob6pakaeMoM) KBaHTOBOM KOMIIbloTepe (CM. IJia-
By 10), a mpo NP-mosHbIe 3ajaY1 3TO HEM3BECTHO (U, TOX0Xe, HEBO3MOXHO). Tak
WM WHave, [ Pa3JjioKeHUA Ha MHOXUTEU He N3BeCTHO HU MOJIMHOMUAJBLHOTO
ajropuTMa, HU AoKasaresbcTBa NP-IIOJHOTHL.

8.3. CBenéuus

Ms! gokaxeM NP-TOJIHOTY 3a[a4 Ha puc. 8.7, HaurHas C BHIIOJIHUMOCTH, CBOLS X
JpyT K JPYTY TI0 CTPeJIKaM.

Puc. 8.7. CBogquMocCTh [J1s1 3a/a4 IIOoKCcKa.

Bce 3amauu u3 NP

BBITIOJIHUMOCTD
3-BBIIIOJIHUMOCTD
He3aBHUCUMOE MHOXeCTBO TPEXJ0JIbHOE CoueTaHue
g N '
BEpPIIMHHOE MTOKPHITHE KJIMKa VHE
cymMa nogMHoxecrsa  LJI raMuJIbTOHOB LINKJI

v

KOMMMUBOSIKED
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JJ11 TpeHHPOBKM cHayaJsia [OKaxeM, YTO JBa BapuaHTa 3afjauu [aMusbToHa
CBOAATCA JpYT K JPyTy.

T'AMMJIBTOHOB (s, t)-ITYTb — TAMHJIETOHOB LIUKJI

HamoMHuM, 4TO B 3aJa4e 0 raMiIbTOHOBOM I{UKJIe JaH rpad v HeoOX0mMO Haii-
TU IMKJI, TPOXOOAIINI Yepe3 Kax Ayl BEPIIMHY [0 OGHOMY pasy. MOXHO Takxe
PaccMOTPETh MOXOXYI0 3aa4y O TaMIJIbTOHOBOM (s, t)-IIyTH, B KOTOPO# AaH rpad
Y [IBe €ro BEePILUHSI § U ¢, a HATH HeOOXOAMMO ITyTh U3 S B ¢, IPOXOALINIT Yepe3
BCe BEepILUHBI 10 OAHOMY pasy. MOXeT JI1 0Ka3aThCsA, YTO I[UKJI MCKATh MPOIIIE,
yeM (s, t)-myTh? CBels BTOPYIO 3a[a4y K MEPBOI, MbI IIOKAXEM, UTO HET.

Ceenennie mpeob6pasyer Bxon (G = (V,E),s,t) 3ajau 0 TraMuJIbTOHOBOM
(s, t)-mytu Bo BX0ox G’ = (V’, E’) 3aja4n 0 raMu/IbTOHOBOM IUKJIe: G’ moJIydaeTcs
nu3 G gob6aBjieHreM HOBOH BEPIIVHHL X U JBYX pébep, COeUHAIIUX X C S U t.

G G’
S
t X

Jpyrumvu ciosamy, V' =V U {x} n E' = EU {{s, x}, {x, t}}. Haligg raMmmisToHOB
yukst B rpade G’, JIETKO MOJIyYUTh U3 HETO TaMUJILTOHOB (S, t)-nymb B G: LUKJI
06s13aH BKJIOYATh B ceOs1 pébpa {s, x} u {x, t}, u mocTaTOYHO UX yOAUTh.

BXO/I:
G=(V,E),
BEPIIVHEH S, t

Y
J00aBUTh BEpPLINHY X

a u pébpa {s, x}, {x, t}

5

n

C G/ — (V/, E/)

:;: v

§ raMmJIbTOHOB ITHNKJI

o

[—1

8 pelleHue: UK

g s

s ynamTh pébpa HET pPeleHU
{s, x}, {x, t}

A, Y
peleHue: myTh HET pelleHui
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[Touemy 3TO AeUicTBUTELHO cBefleHre? Pazbepém aBa ciyvas.
1. 'aMUJIBTOHOB LIUKJI yAaJIoCh HAWUTH.

[MockompKy coceaMU JOOABJIEHHON BEPIIMHEBI X SABJIATCA TOJBKO S U t, JIO-
60¥ raMUJIbTOHOB IUKJI B G’ 006s3aH MOCJIeJ0BATEIbHO IPOXOUTh pEGpa {t, x} u
{x, s} (B Ty wm gpyryio cropony). Toraa ocraBiascs 4acTh [[UKJA — 3TO IYTh U3 S
B t.

2. B nocTpoeHHOM IIpU CBefileHNM rpade HeT raMuIbTOHOBA IIUKJIA.

HyxHo nokasaTh, 4TO pelleHUl HeT U Y NCXOJHOH 3aJjaull O raMUJIbTOHOBOM
(s, t)-myTu. Paccyxpas OT MPOTHUBHOTO, MBI AOJDKHBI MPEANOJIOXKUTh, YTO B Ipa-
®e G eCTh raMIJITOHOB (s, t)-IIyTh, ¥ TOKA3aTh, 4YTO B G’ €CTh TaMIJIbTOHOB [[KJL
Ho 5To oueBuHO: J06aBuB pébpa {t, x} u {x, s} kK raMHUIBTOHOBY My TH, ITOJyIHUM
raMUIbTOHOB I{UKJL

Hapno Taxxe He 3a0bITh IPOBEPUTH, UTO MPOLeAyPHl Ipef- U NOCTOOpabOoTKH,
KOTOpHIe 3aJal0T CBeJileHre, MMel0T IoJIMHOMMabHOe BpeMs paboThl. (B naHHOM
cJlyyae 3TO O4eBHHO.)

HecnoxHO Takxe MOCTPOUTh U 0OpaTHOE CBeJleHNe — raMUJIbTOHOBA [UKJIA K
TaMUJIbTOHOBY (s, t)-IyTH. BMecTe OHM MOKa3bIBaIOT, YTO Ba PACCMOTPEHHBIX Ba-
puaHTa 3aJauy 'aMmbTOHA MMeEIT NOYTH OAWHAKOBYIO CJIOXKHOCTb. B maHHOM
cJIydae 3TO He TaK y[UBUTEJHHO (UX GOPMYMPOBKU O4YeHb OGJM3KH), HO BCKOPE
MBI IOCTPOUM CBeJileH!s MeX Ay BHeIllIHe COBCeM Pa3HbIMU 3aJadaMu.

3-BBITIOJIHUMOCTDb — HE3ABHCHMOE MHOXECTBO

OTu 3a[jaum Ha BUJ] COBEPIIIEHHO pasHble. B 3afadue 3-BhITIOJHUMOCTH Ha BXO Oa-
€TCA CMMCOK M3bIOHKTOB, KaX bl M3 KOTOPHIX COAEPKUT He GoJiee TPEX JmTepa-
JIOB, HATIpuMep

(vyvz)(xvyvz)(xVyVvz)(XVy).

TpebyeTcst HATH BHIIOJHAKIINN Habop (3HaUYeHUs MepeMeHHBIX, IPU KOTOPHIX
BCe MM3bIOHKTHI MCTUHHEI). B 3ajaue 0 He3aBHUCHMMOM MHOX€ECTBe Ha BXOJ AaéTcA
rpad M 4ncyio g U HeOOXOAMMO HaWTU ¢ BepIIVH, HUKAKUE [IBe U3 KOTOPHIX He
coemHeHHbl pebpoM. Ho kak cBsA3ath OysieBy JIOruKy ¢ rpadamu?

HaBaiiTe nmogymaem. UToObl [TOCTPOWTEH BBHINOJHAIIINI HAOOP, MBI JIOJDKHEI
BEIOpATh 110 OJHOMY JIMTepaJly B KaKIOM AM3bIOHKTE U IPUCBOUTH eMy 3HaueHue
true. Ho BEIOMpaTh HY’XKHO COIJIACOBAHHO: eCJI1 B KaKOM-TO JU3bIOHKTE MBI BHI-
Opam X, MBI y)Ke He MOXKeM BhIOpaTh x B ApyroM. JIlo60i Takoil corjiacOBaHHBIM
Habop JMTepasioB 3aaéT BRINOJHAINUIN Habop (IIepeMeHHBIM, AJ11 KOTOPhIX HU
OJIH U3 [ByX COOTBETCTBYIOIINX JITepasioB He ObLII BEIOpaH, MOXHO IIPHUCBOUTh
[IpOU3BOJIbHBIE 3HauUeHNA). O6GpaTHO, e eCTh BHIIOJHAI NI Habop, TO MOXHO
BBIOpATh B KaXJOM JIM3bIOHKTE UCTUHHBIN JMTepai (JTo00i, ec/ii UX HECKOJIbKO)
1 TIOJIyYUTb COIJIACOBAHHBIN HAaOop JmTepasioB. Mbl cBeyM 3aJ4a4y K IOMCKY COIJIa-
COBaHHOT0 Habopa JMTepasioB (110 OJHOMY Ha AU3BIOHKT).

Kak 3T0 chopmysmpoBaTh B TepMUHAX HE3aBHCUMBIX MHOXeCTB? J{JI1 KaX I0ro
M3bIOHKTA Bua (X V ¥ V z) HapucyeM TPeyroJbHUK, BEPIIUHBI KOTOPOTO MOMe-
TUM X, ¥, 2. B TpeyroybHuKe Kax Jas lapa BeplIUH coeJHeHa peOpoM, 1 3HAUuT,
B HE3aBHCHMMOM MHOX€eCTBe MOXeT oKa3aTbcsA He 60Jiee OAHON U3 HUX. [{jiA [u3b-
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IOHKTA M3 JIBYX JIUTEPAJIOB HAPHCYeM OTPEe30K, COeIMHSIONINI BEPIINHBI C TaKU-
MU noMeTKamu. (JJU3bIOHKTH C OAHOU IepeMeHHON MOXHO He pacCcMaTpUBaTh:
OHU OTpefe AT 3HaueHNe 3TON lepeMeHHO!N 1 ero MOXXHO IIO/ICTaBUTh B OCTaJIb-
Hble AU3BIOHKTH, YIPOCTUB GopMyJly.) B nosyuenHoM rpade He3aBUCUMOE MHO-
KeCcTBO MOXeT coflepXXaTh He 6oJiee OJHON BEpIIMHBI U3 KaX 0N I'pynnsl (I13b-
IOHKTA). UTOOB BHIOpATh M3 KAXJOU TPYIIIEI POBHO OJIHY BEpPIINHY, TOTpPebyeM
HaAWTU CTOJIbKO HE3aBUCUMBIX BEPIINH, CKOJIbKO €CTh JM3bIOHKTOB (B HAIllleM IpU-
Mepe —4).

[Toka, ogHako, HUYero He MellaeT BHIOMpATh HECOTJIACOBAHHBIE JITepPaJibl.
YTOOHI 3allpeTUTh Tako! BHIOOP, coeqUHUM B rpade pebpoM Kax Iyl mapy Ipo-
TUBOIIOJIOXXHBIX JIMTepasioB. ['pad, COOTBETCTBYIOLUI HallleMy [TpUMepy, TOKa3aH
Ha pucyHke 8.8.

Puc. 8.8. I'pad gyt popmysmsl (X Vy VE) (xVyVz) (xVyVvz)(XVy).

1 JIyia kax I0ro AU3bI0OHKTA U3 TPEX JMTepasioB rpad G cOOEpXUT TPEYrOJbHUK, BEPILIHb
KOTOPOT0 TOMeUeHB! JITepasiaMy JaHHOrO AU3bIOHKTA. JIU3bIOHKTAaM JUIMHEL IBa COOTBET-
CTBYIOT IIpOCTO pé€Gpa. B rpade Takxke mpoBeeHb! AONOJHUTE bHBIE PEOPA, COe AUHALIIE
BCe [Iapbl IPOTHBOIIOJIOXKHBIX JIITEPAJIOB.

2. Heo6xoayMo HalTH He3aBUCHMOE MHOXECTBO pa3Mepa XoTs Obl g = 4.

Jlerko BUZIeTh, YTO BpeMs IIOCTPOEHM:A TaKoro rpada nomHoMuaibHo. Ho cee-
neHue TpebyeT He TOJbKO 3G PeKTUBHOrO criocoba mepeBoja BXOJOB IepBOI 3a4a-
4Yu BO BXOZBI BTOpoi (dpyHkuusa f B auarpamme Ha c. 242), HO U 3bGEKTUBHOTO
cniocoba BOCCTAHOBJIEHNs pellleHNs [T IEPBOM 3a/1a4Yu 10 PelieHnIo 11 BTOPOH
(¢yskmusa h). ITo cymecTBy 3TO yXe ONMCAHO BHIIIE, HO cKaxeM HofpobHee. Ham
HaJ0 yOequThCsA B CJIeqyIoIeM:

1. TIo He3aBUCMMOMY MHOXECTBY S, COCTOAIEeMY U3 g BeplInH rpada G, J1erko
[IOCTPOUTD BHIOJHAO MU Habop Ay 1.

MHoXecTBO S He MOXeT CoAepXaThb apy BeplinH, IOMeueHHBIX JITepaJaMu
X 1 X, IOCKOJIbKY JEOOBIEe []Be TaKye BepIINHb coefHeHb pe6poM. Ecimi B S ecThb
BepIIMHA, IOMeueHHas X, IPUCBOUM [IepeMeHHO X 3HaueHUe true; ecyi B S ecTb
BepIIrHA C IOMEeTKO X, TO IPUCBOUM X 3HaueHUe false; HaKOHel, eCJIM HeT HU
TaKUX, HU CAKUX, IPUCBOMM X NPOM3BOJIbHOE 3HaueHue. [TockobKy S comepKuT
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POBHO g BEPIINH, B KaXJOM AU3bIOHKTE BEIOpaHa OHA U3 BEPIINH, U AU3bIOHKT
OyZeT BBINOJIHEH OJiarofjapsA COOTBETCTBYIOIIEN ITepeMeHHOM.

2. Ecym B G HET He3aBUCHMOI'0O MHOXECTBA pa3Mepa g, To popmyna [ HeBbI-
MOJIHUMA.

BHOBB paccyxaas OT IPOTUBHOTO, IPEIOJIOKUM, UTO I BBIMOJHNMA, U IIOKa-
xKeM, 4yTO TorAa B G HaHAETCS He3aBHCHMMOE MHOXECTBO pa3Mepa g. Bo3pmém B
KaXJIoM JU3BIOHKTE BBHINOJHEHHHBIN JMTepas (JTo0oi, ecyii uX HeCKOJIbKO) U J0-
6aBMM COOTBETCTBYIOIYIO BepIIrHy B S. ([ToHATHO JI, TOYeMy NOJIyYeHHOe MHO-
XKecTBO S Oy/eT He3aBUCUMBIM?)

BBITIOJIHUMOCTD — 3-BbIITOJIHMMOCTD

3pech, Kak yacTo ObIBaeT, Mbl CBOJMM 3aJady K €€ cOOCTBEHHOMY YaCmHOMY CJTy-
yarw. Takoe cBejeHUe MTOKa3bIBaeT, 4YTO 3a7aua OCTAETCA TPYIHOMH, laXke eCJ Mbl
HEKOTOPBHIM 00pa3oM OrpaHHYKBaeM BO3MOXHBIE BXOJBl — B JAHHOM CJIydae 3a-
npenjaeM AA3bIOHKTaM cofiepxkaTh OoJjiee TpEX JmTepasioB. YTOOB IOCTPOUTH CBe-
JeHre, HaM HY>XKHO KakK-TO M30aBUTHCA OT OAU3BIOHKTOB U3 YeTHIPEX U OoJiee -
TepaJioB, IIpX 5TOM He M3MeHUB 3aauy MO CyILecTBy. JTO JiejlaeTcs ¢ IOMOIIbI0
TaKOro TPIOKA: JIMHHBIN JU3BIOHKT (a; V dy V ... V @;) MOXHO 3aMeHUTh Ha JBa
6ostee kopoTkux (a; Va, Vy)(¥ VasV...Vag), Toe y — HOBas mepeMeHHas, 3Ha-
YyeHre KOTOPOU MOXHO noAoOpaTh B TOM M TOJIbKO TOM CJlydae, Korja pasbuBa-
eMbIll M3BIOHKT ObLJ1 HCTUHHBIM. [IOBTOpAA 3TOT MpHEM, MOJIyYUM MHOXECTBO
J3bIOHKTOB

(a3 VayVy)) (71VazVys) (FaVasVys)...(¥r—s Va1 Va),

rae y; —9TO HOBble IlepeMeHHBIe. O603HAYMM MOJIydyeHHYI0 popmyy (B 3-KHD)
gepes I’. Jlerko BUzeTh, 4To I’ cTpouTes no I 3a MOJMHOMUAJILHOE BPEMS.

[Touemy xe JaHHOe cBeAeHHE KOPPeKTHO? UTOOBI MOHATH, YTO I BRIMOJHUMA
TOTZA U TOJKO TOTAA, Koraa I’ BIMOJHUMA, 3aMeTHM, 4TO Ui Jro6oro Habopa
3Ha4YeHUH [ IepeMeHHBIX a;

Haiaetcsa Habop 3HaueHu# y;,
{ (a;Va,V...va) } A JUI KOTOPOTO BCE U3bIOHKTHI
BBITIOJIHEH (@, VayVy)...(¥x—s Va1 Va)
BBITIOJIHEHBI

JleficTBUTE IbHO, TYCTh BCE AU3BIOHKTH CIIpaBa BHIMOJHEHH. Torma XoTs Obl
OJMH U3 JITepaJioB dy, ..., d; JOJDKEH OBITH BHIIOJIHEH: MHAYe JI0JDKEH OBITh BhI-
[IOJIHEH Y1, 32 HUM — Y, 1 BCe OCTaJIbHbIE Y;, YTO IPUBEJIO OB K TOMY, YTO IOCJIe -
HUI U3BIOHKT HE BIMOJIHEH. A 3HAYUT, BBITOJHEH U JU3BIOHKT (a; Vd, V...V ag).

O6paTHO, IyCTh B Au3bIOHKTE (a; V a, V ... V a;) BBIIOJHEH JmTepai q;. [Ipu-
CBOMM TOT[]a TepEMEHHBIM Y1, ..., Y;_o 3HAUEHUE true, a OCTABIINMCA — 3HAYEHNE
false. Jlerko BUIETh, YTO IIPU 3TOM BCE IM3BIOHKTHI CIIpaBa OyAyT BHIIIOJHEHHI.

Takum o6pasom, JEOOOM BXO[ 3a[aYy BHITIOJHUMOCTH MOXHO ITpeobpa3oBaTh
BO BXOJI 33/jau 3-BBITOJHUMOCTU. FICKOMOe cBeJieHre TIOCTPOEHO, U TEM CaMbIM
MBI TIOKA3aJIM, YTO YACTHBIH cJIy4ali 3-BbIIIOJHUMOCTH He Jierye o0Imel 3aja4u Bbl-
MOJIHIMOCTH.
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Ha camom pmene BepHO maxe Oosblnee: 3ajada 3-BBIIOJHUMOCTH OCTAETCA
TPYAHOH, Jake ecyii MBI Takxe IOTpebyeM, yTOOBl KaxJasA IepeMeHHasA BXOAU-
Ja B He OoJiee 4eM TpU AM3bIOHKTA. UTOOBI MOKa3aTh 3TO, HAM HaJ0 HAy4YHUTbCS
KakK-TO U30aBJHATbCA OT NepeMeHHbIX, KOTOPBIX BXOHAT B (popMyJly OoJibilie TPEX
pas.

[TycTh Kakas-ToO mepeMeHHas X BCTpedaeTcs k > 3 pa3. 3aMeHUM IepBoe eé
BXOX/IeHN€e Ha HOBYIO IEPEMEHHYIO X, BTOPO€ — Ha HOBYIO IEPEMEHHYIO X, U TaK
pasee. Terepb Ha/lo 4OOABUTh OrpaHUYeHNs, 00A3bIBalOIIe BCe ITU IepeMeHHbIe
OBITH paBHBIMU JpyT Apyry. Chesaem 3To, 406aBUB AU3BbIOHKTHI

(31 Vo) (X5 V x3)...(5 V X1).

3ameHuB NOAOOHBIM 00pPa3oM BCe YacThle IIepeMeHHbIe, MbI IIOJIyYUM GOpMyIly, B
KOTOPYI0 KaxJas lepeMeHHas BXOAUT He OoJiee TPEX pa3 (a Kax bl JMTepal—
He GoJiee ByX pas).

HE3ABHCHMOE MHOXECTBO — BEPIIMHHOE IIOKPBHITUE

BrIBalOT XUTphIe CBeileH! s, KOTOPhIe CBA3BIBAIOT COBCEM He N0X0Xue ApYT Ha JIpy-
ra 3ajauu. Ho nHorma peus MAET IO CyILIeCTBY O ABYX (GOPMYJIPOBKaxX OJHOHN U
TOH XKe 3a7jauyl, U cBefleHUe 3TO KOHCTaTUupyeT. BoT npumep Takoro poja. YToGs!
CBeCTHU 3a/lauy O He3aBHCHMOM MHOXeCTBe K 3a/ilaie O BEpIIMHHOM IOKPBITHH,
3aMeTHM, YTO MHOXEeCTBO BepIINH S fABJIAeTCA BepIINHHBIM NOKphITHEM rpada
G =(V, E) (1o ecTh 3aTparuBaet Kaxmoe pedbpo rpada) Toraga 1 ToJbKO TOraa, Ko-
rja MHOXeCTBO BepmnH V — S He3aBucuMo B G (puc. 8.9).

Puc. 8.9. S aByeTCca BepIIMHHBIM OKPHITHEM TOTJIA U TOJIbKO TOTAa, Koraa V — S ABJAeT-
cs1 He3aBUCUMBIM MHOXECTBOM: «J000e peOpo uMeeT KOHell B S» 03HavaeT, 4YTO «HHUKaKoe
pebpo He MOXeT UMeTh 00a KOHIIa BHe S», TO €CTh «HUKaKue ABe BeplIuHb V — S He co-
eVHEeHb! peOpoM».

3HAYUT, U191 PelieHns 3ajauM 0 He3aBHCHMOM MHOXecTBe Ha Bxoze (G, g) Jo-
CTAaTOYHO PEIINTh 3a7a4y O BEPIIMHHOM HOKpbiTUM Ha Bxoje (G, |V| — g). Ecym
TaKO€e BEPUIMHHOE MOKPBITHE HAMIETCA, TO B KAYECTBE HE3AaBUCHMOTO MHOXECTBA
HYXHO B3ATb BCE OCTaJIbHbIE€ BEPIIMHBL. B IPOTUBHOM cJiyyae B G HET HE3aBUCHU-
MOTO MHOX€ECTBa pa3Mepa g.
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HE3ABHCHMOE MHOXECTBO — KJIMKA

OTu JBe 3aJaum CBOJATCA APYT K JPYTY CTOJ e mpocto. HazoBéMm donostHeHuem
(complement) rpada G = (V, E) rpad G = (V, E), rne E — orcyrerBytomiue B E pé6-
pa (coeMHAIOIME MTaphl BEPIIVH, HE COeIUHEHHBIE B G). MHOXECTBO BEPIIVH S
6y/eT He3aBUCUMBIM B G, €CJIU U TOJIbKO ecJ S ABJIAeTcs KJMKOi B G: OTCyTCTBHE
pebpa B G o3HauaeT ero Haymure B G. TakuM o6pa3oM, 3a/a4y O HE3aBHUCHMOM
MHOXeCTBe MOXHO CBECTH K 3ajjaue o KJIKe, Ipeo6pasosas Bxof (G, g) B (G, g).

3-BBITNIOJIHUMOCTb — TPEXJIOJIbBHOE COYETAHUE

BHOBb HaM HyXHO CBeCTH 3aa4y 3-BBIIIOJIHUMOCTH K COBCEM JPYyrol Ha BUJ 3a/1a-
ye: cpe[ 3aJJaHHBIX Tpoek (MaJlbuuK, AeBOUYKa, JoMalllHee )K1MBOTHOe) HaJ0 Haii-
TU TaKoe MOAMHOXEeCTBO, KOTOpOe MOKPBIBaeT KaX JOr0 y4YaCcTHHKA 10 OJHOMY pa-
3y. [liA cBeileHnA HaJl0 UIMUTHAPOBATh NOBeJieHNe OyJIeBBIX [TIepeMeHHBIX U QyHK-
LU C IOMOIIBI0 TOAXOAALINX TPOEK.

PaccmoTpuM cHauasia KOHCTPYKI[UIO U3 YETHIPEX TpoeK, KaxJasd U3 KOTOPhIX
IpejicTaBjieHa TPeyroJbHUKOM U CoeMHAeT MajbuMKa, JeBOUKY 1 XKUBOTHOe (Ha
PHICYHKE HCIIOJIb30BaHBI OYKBHI b, g, p — OT aHTJIMIICKUX cJioB boy, girl, pet).

P1

Po %)
81 b,

Ps

JomyctuM, YTO MaJIbuuKku by U by, a Takxe IEBOYKU g, U g, He BXOIAT OOJbIIe
HU B Kakue Tpoyiku. (Kto-To u3 p;, py, P3, P4 AOJDKEH BXOJUTh B Apyrue TPOUKY,
VHave y 3a/jauy [10 OUYeBUJHBIM [IPHYMHAM [IPOCTO He 651710 651 pemeHus.) Buaro,
YTO /I OXBaTa BCeX MaJbUMKOB U [eBOYEK eCTh POBHO J]Ba BapyaHTa: MO0 HaJ0
B3ATH mapy Tpoek (by, g1, Po), (b1, €0, P2) (a mBe mpyrue He 6paTh), MO0 XKe mapy
tpoex (by, &9, P1), (b1, €1, P3). 3HAUNT, AAHHBII GJIOK (IO-aHTJIMIICKY B TAKUX CJIy-
yasx roBopAT «gadget») MOXeT HaXOAUTbCS B OAHOM U3 JIBYX COCTOSHUI — MPSAMO
Kak OyJsieBa mepeMeHHas. B KaXJJOM M3 3TUX COCTOSHUE OCTAIOTCA CBOOOJHBIMU
J1Ba ’KUBOTHHIX (CTOAMMNX HAPOTUB JAPYT Apyra): Jubo py U p,, JMbo p; U ps.

YTOGHI IepeesiaTh BXOA 3aJaul 3-BHIIOJHUMOCTH BO BXO[] 331a4U O TPEXI0JTb-
HOM COYETaHUH, Mbl IEPBBHIM JI€JIOM 3aBOMM IO TAKOH KOHCTPYKIMH [T KaX JOH
nmepeMeHHOH x. O603HAYMM BXOMAIIVE B 3Ty KOHCTPYKIIMIO IIepeMeHHbIe Yepe3
Dx1> byo> €41 Y TAK Jajiee. JIOTOBOPUMCS, YTO X = true, €CJIM MaJIbYUK b, MomaJ
B TPOMKY C 1€BOYKOI1 g1, U X = false, eCJM C AeBOYKOH g, -
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Teniepb HaM IIPeJICTOUT CO3JaTh TPOMKHU, KOTOPbIE OYAyT MOJIeMPOBATh AU3b-
IOHKTHIL. JIy11 mu3bioHKTa ¢ = (X V ¥ V 2) 3aBeiéM MaJlbunKa b, 1 JeBOuKy g .. Kax-
JBIY 13 HUX OyZieT BXOAWUTh B TPU TPOMKHU, COOTBETCTBYIOIIME TPEM JITepaaM Ha-
Iero AU3bI0HKTA. JTU TPU TPOUKH JOJDKHBI OTPaXkaTh TPU clocoba BBHITIOJHUTD
m3bI0HKT: (1) x = true, (2) y = false, (3) 2 = true. Jyia (1) BO3bMEM TPOUKY
(b., &c»> Px1)s TE P51 —ITO P; B KOHCTPYKIMHU 1A X. DTY TPOHMKY MOXHO HCIOJIb-
30BaTh, €CJIU p; OCTajiCcsa CBOOOOHBIM, TO €CTh eC/ X = true. AHAJIOTUYHBIM 00-
pasoM J06aBUM TPOWKM JIA JMTepasioB ¥ u z (omHy us Tpoek (b, g, pyo) Wm
(be, &c» Py2), a Takxke oy U3 Tpoek (b, ., p,1) um (b, g, P»3)). Bo3MOXHOCTD
nofo6parth AOMamIHee XHUBOTHOe Ui b, U g. O3HAYAET, YTO AUIBIOHKT C BBHINOJ-
HeH.

TyT ecTh IpoGJieMa: ecjii OAWH U TOT e JITepaJl BCTpeyaeTcsl B HeCKOJIbKUX
JU3bIOHKTaX, TO MOXeT He XBaTUTh *KMBOTHBIX: J/IA KaX JJO! lepeMeHHO UX TOJb-
Ko faBa (U1 KaXO0ro M3 ABYX e€ BO3MOXHBIX 3HaueHui1). Ho MbI yxe 3HaeM, Kak
nepepesath GopMyJly B TaKylo, Iie KaXplll JMTepasl BcTpeyaeTcs He OoJiee JByX
pas, ¥ TorJja UX XBaTUT, IOTOMY 4TO B KaXX/JI0M OJIOKe eCTh [jBa )XUBOTHHIX JIJIA ITe-
PEeMEHHOU U J]Ba I €€ OTPULIAHUSL.

Kaxertcs, yto Bcé rotoBo. [lo pemieHuio MoydeHHOHN 3aauul O TPEXI0JIbHOM
COYeTaHUHU JIETKO BOCCTAHOBUTDH BHIMOJHAIOMNINI HAO0p I UCXOMHOH (POpPMYJIBI:
IJIA KaXJIoM IepeMeHHOM HaJZl0 MOCMOTpeTh Ha H3oOpaxaromuii e€ 6jok. Ha-
MIPOTUB, YTOOHI IO BBHIIOJHAKIIEMY HA00Opy IOCTPOUTH TPEXIOJBHOE COUETaHUE,
3aKoAUpyeM 3HaueHUA NepeMeHHBIX Ha sA3blke OJIOKOB, TO €CTh BO3bMEM TPOU-
KH (be) 8x1> pr) u (bxla &x0> px2): ecm x = true, U TpOﬁKH (bXO’ 8x0> pxl) u
(by1, €x1> Px3), €CTH X = false. Kpome TOTO, [If1 KaX JOT0 qU3BIOHKTA C BRIOEpeM
B HEM MCTUHHBIN JIMTepas U BO3bMEM COOTBETCTBYIOIYI0 eMy TPOHKY (comepxa-
myio b., g. ¥ XKUBOTHOE, OCTaBlIeecsi CBOOOAHBIM IIPU BEIOpaHHOM 3HaUeHUH Iie-
peMeHHO¥).

Ocranace oaHa HeOosbIIass TOHKOCTh: B IOCTPOEHHOM TPEXJIOJIbHOM COYeTa-
HUM MO2JTL ocmamb ¢t 6ecnpu3opHble JHCLLGOMHble, U JaXke IOHATHO CKOJIbKO: eCJU
B ¢opMyJsie n nepeMeHHBIX U M AM3BIOHKTOB, TO 2n — m INUTOMIIEB He IomaayT
B TPOMKU (TYT BCE CXOOUTCA: 3TO YMCJIO HEOTpHULIAaTebHO, ITOCKOJIBKY Kax qas 1e-
peMeHHasA BXOOUT B GopMyJly He OoJiee TPEX pas, a Kax Al AU3BIOHKT COIEPKUT
He MeHee JiBYX JuTepasioB). [IoHATHO, Kak TYT OBITh: A0OAaBUM 2n — m nap MaJb-
YHK-ZIeBOYKa, KOTOPBIM I'OJIATCA JI0OBIe )XUBOTHBIE (TO eCcTh 106aBUM BCe TPOUKY,
BKJIOYAIOIKe OJHY U3 TaKUX Iap U OAHO KUBOTHOE).

TPEXOJIBHOE COYETAHUE — YPABHEHHS B HYJIIX 1 EJMHULIAX

HanmomuuwMm, uto BxoAoM 3aaauu YHE saBjieTca 6utoBas maTpuiia A pasmepa
m X n, a HalTh HY>XHO OUTOBBI BEKTOP X = (X, ..., X,,), VAOBJIETBOPSIOIINIT ypaB-
HEHMIO

Ax=1,

rae dyepe3 1 o6o3HavueH BeKTOp M3 emuHuIl. Kak xe chopMysmpoBaTh 3a4ady O
TPEXAOJIBHOM COYETaHUU B TUX TEPMUHAX?

DTO HECJIOXKHO: MCKOMBIN 00BheKT (B JAHHOM CJIyuyae TPEXI0JIbHOE cCoueTaHue)
ONNCBHIBAETCA MepeMeHHBIMH, a YpaBHEHUs 3aJaloT orpaHudeHus. Kak sto cpe-
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JaTh B HameM ciy4ae? IlycTh y Hac m MaJIb4MKOB, m JieBOYeK, /m XKUBOTHBIX, a
Takxe n Tpoek. 3aBeEéM n GyJeBBIX TepeMeHHBIX X1, ..., X, 10 OJHOM I Kax-
ol Tpolky; x; =1 o3HavaeT, 4To i-s TPOIiKa BOIILJIAa B COUeTaHUe.

Tenepb HY’KHO 3anycaTh ypaBHEHUsA, FapaHTUPYIOIINE, YTO pelleHre, 3aJaBa-
eMoe MepeMeHHBIMU X1, ..., X, ABJIAeTCA KOPPEKTHHIM coyeTaHueM. PaccMoTpum
KaKkoro-Huoyap Maybuuka. [IycTb OH BXOOUT B TPOUKU C HOMEpaMHU jy, ..., ji. Ham
HaJo 3anucaTh, YTO BeIOpaHa pOBHO OfJHA U3 3TUX TPOeK:

le +Xj2 +...+Xjk =1.

Takue ypaBHEHUS HYXHO 3amucaTh 1 BCEX MaJIbUMKOB, IEBOYEK U KUBOTHHIX.
JiA Harero npuMepa HOJIy9UTCs Takas MaTpuna A:

Bryagumup Bepa

10000

Bopuc Hanexma 00011
01100

Anppeit Jo60Bb 10001
A=|01000

00110

10001

00110

01000/

KOIIKa cobaka  KaHapelika

CTosib11pl MaTpULIBl A COOTBETCTBYIOT IISITU NPe/ICTABJIEHHBIM TPOMKaM, a CTPOKU
CcoOTBeTCTBYIOT AHApero, Bopucy, Bmamumupy, Bepe, Hagex e, Jio60BU, KolIKe,
cobake U KaHapelkKe.

Y6emuThCs B TOM, UTO pellleHNs AJ1d 9THX 3aJja4 IepeAesbIBaloTCA OOHO B JIPY-
roe, He IIpeACTaBJIET HUKAKOI'0 TPyAa.

YHE — CYMMA ITOOAMHOXECTBA

JlaHHOe cBeJileHUe CBA3BIBAET [Ba YaCTHHIX CJIydyasd 3a[a4ud LeJI0YMCIIEHHOIO JIi-
HeIHOro NporpaMMHUpOBaHuA: B O0OHMX CJlyyasx IepeMeHHble OyseBbl, HO B Of-
HOM cJIyyae MHOTO ypaBHeHu! ¢ koadduipentamu O u 1, a B Ipyrom — Bcero oji-
HO ypaBHeHUe, HO 3aTO C MPOU3BOJIbHBIMU I1eJIOYHCJIEHHBIMU K03 duIlieHTaMuU.
Wpesa ceeneHns mpocTas, HO BaXXHas: IieJible YKCjia MOXHO 3a4aBaTh € IIOMOMIBIO
OUTOBBIX BEKTOPOB.

11 mpuMepa paccMOTpHM TaKyio MaTpUILy:

1000
0001
A=]10110
1000
0100

MsI umieM CTOJIOLBI MaTpUllbl A, KOTOpBIe MPU CJIOXKEHUU JJAI0T BEKTOP U3 OfI-
HUX equHUL. CTOJOI[BI MaTPUI[bl MOXXHO UHTEPIPETUPOBAThH KaK YHCJa B JBONY-
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HOU cucTeMe cuucJieHus (MUia[ivie paspsAasl CHU3Y), TOTAa 3ajada mpeodpasy-
eTcs B TaKyl0: HY)XHO BBIOpaTh HEKOTOpbIe U3 ymces 18, 5, 4, 8, noJsiyuus cymmy
11111, = 31. Takum oOpa3om, Mbl NIOCTPOUIM cBelieHMe 3aaauu YHE k 3azaue o
CyMMe IIOAMHOXeCTBa.

3a uckmoyeHreM OJHOU AeTaii — MBI 3a0BLJIM PO nepeHocsl. V3-3a mepeHo-
COB CyMMa MATHUOMTOBBIX YKCEJI MOXET OKa3aThCs paBHOU 31, maxe Korjma CyM-
Ma COOTBETCTBYIOLINX BeKTOPOB He paBHa (1, 1, 1, 1, 1): Hanpumep, 5+ 6 + 20 =
=00101, + 00110, + 10100, =11111, = 31. Ho no6opoTh 3Ty npobjeMy B Ha-
1meM cJiydae IIpocTo: 6yZeM paccMaTpHUBaTh CTOJIOI[BI MAaTPUILIBI KaK 3aMMCH YHCe
He B JJBOMYHOI CHCTEME CYHCJIEHHsA, a B CHCTeMe 1o ocHoBaHuio (n + 1). Toraa
IePEeHOCOB MPOCTO He Oy/IeT (ITOCKOJIBbKY claraeMbIX He OOoJIbIIe 1, a BCe Mudphl —
HYJII W eUHULIBI).

VHE — LTI

Ecrm omna 3amaya sABJieTcs 4acTHBIM CJlydyaeM ApPYyroi, TO cBefeHue (YacTHOU
3amauu K obImell) TpuBuasbHO: 06e ¢yHKIuu f U h (cM. JuarpaMmy cBeIeHUs
Ha c. 242) ToxaecTtBeHHbI. CKaxeM, 3a/a4a 3-BhIIOJHUMOCTH SIBJITETCS YaCTHBIM
cJlydaeM 3a[[a4¥ BBHIIIOJIHUMOCTH. DTO IIPOCTOE 3aMevYaHte 4acTO OKa3bIBAETCA 110-
JIE3HBIM: CKaxkeM, 3ajia4a O IOKPLITUM MHOXecTBaMU NP-11ojHa, MOTOMY 4TO OHAa
o6o01maeT 3a/ja4y 0 BepUIMHHOM IOKPHITHHU (@ 3a0[jHO U 3aJa4yy O TPEXA0JIbHOM
couetanun). B ynpaxsHenuu 8.10 npuBeneHO eIé HECKOJIBKO MOAOOHBIX MpUMe-
pOB.

To xe camoe (c TOYHOCTHIO 10 HEOOJBIION repedOPMYMPOBKM) OTHOCUTCSA K
ceepenuto YHE k IUJII. B 3agaue I{JI[1 Mbl XOTHM HaTH LIeJIOUUCTIEHHBIN BEKTOP X,
1 kotoporo Ax < b. Uto6sI 3anucats B Takoi popme BxoA 3agaun YHE (cuctemy
ypaBHEHUI ¢ OyJieBBIMU IIepeMeHHBIMHI), HY)KHO BCero JIMIIb IepenrcaTh Kaxaoe
PABEHCTBO KaK /]Ba HeEpaBeHCTBA (KakK MBI Jlejlay B paszesie 7.1.4) v emé it Kax-
01 IepeMeHHOM Xx; T00aBUTh [Ba HepaBeHcTBa X; < 1 1 —x; < 0.

YHE — IAMUJIBTOHOB LIMKJI

B 3a/jaue 0 raMUJIbTOHOBOM LHMKJIE MBI HIleM B rpade IUKJ, KOTOPHI IPOXOJUT
yepes3 KaX /Ayl BepLIMHY POBHO o[H pa3. Msl AokaxeM NP-1oJsHOTY 3Tol 3aa4uu
B JiBa Npuéma: cHavasia Mbl cBeieM YHE k uyTh Gosiee ob1ieli 3a/jaue 0 camMiLbmo-
HOBOM YUKJTe C NAPHbLLMU PEBpaMi, TIOCTIe Yero MoMMeéM, Kak CBECTH 3T0 060011ie-
HMe K MCXOAHOU 3a/jaue 0 TaMUJIbTOHOBOM LIMKJIeE.

B 3ajiaue 0 raMUJIbTOHOBOM LIUKJIE ¢ TapHBIMU péGpamu Jad rpad G =(V, E) u
MHOXecTBO C C E X E map pébep. Heo6xoqumo HANTH NUKJL, KOTOPHIH: (1) Kak u
B MICXOJTHOU 3aJjaue, MPOXOIUT Yepe3 Kax /Iyl BEPIINHY POBHO O/WH pa3 u (2) oy
Kax oM mapsl pédep (e, e’) € C MPOXOMUT POGHO No 00HOMY U3 THUX péGep. Ha
puc. 8.10 mokasaH IpyMep TakoH 3aJauy; pelleHue BblAeJIeHO )XMPHBIMU JIMHU-
AMHU. 3aMeThbTe, UTO Tellepb MBI pa3peliaeM KpaTHble péopa (HeckoJbKo pébep,
COeIMHAIIINX OJHU U Te XKe BepUIMHB). Bo MHOIruX 3ajayax Ha rpadax cMbIcia
B TakuX AyO/mMpyoomux péopax HeT, HO B pacCMaTpUBAaeMOUN HaMU cefvac 3aja-
4ye 3TO OCMBICJIEHHO, IIOTOMY 4YTO B pa3Hble Napbl MOI'YT BXOJUTh pa3Hble KOIUU
OJIHOT'O U TOrO Xe pebpa.
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Puc. 8.10. 3aaua 0 raMHJIbTOHOBOM LMKJIe B rpade ¢ napHeiMu pébpamu (MHOXecTBO C
paBHo {(ey, e3), (es, €5), (€4, €5), (€3, €7), (es, €g)}) U eé pemenne.

€

Hrak, HauHEéM cBoauTh YHE K raMubTOHOBY IIMKJIy C MMapHBIMU peOpamMmu.
Nmesi cuctemy ypaBHeHu! AxXx = 1 (rge A—>3To marpuiia pa3mepa m X n u3
HyJlel M e[UHUI, 33fjaloliass m ypaBHEHUIl OT n MepeMeHHBIX) Mbl ITOCTPOUM
(cMm. puc. 8.11) 1UKJI, coe AUHAIOLINUI m + n ceMeNCTB KpaTHBIX pédep. [ Kax Joit
repeMeHHOH X; B HEM [Ba KpaTHBIX pebpa (COOTBeTCTBYIOUINX cJy4asaM X; =0 u
x; =1). Jlna kaxAoro ypaBHenus x; + ...+ x; =1 ¢ k mepemeHHbIMU OyZIeT KOJI-
JIEKIIUA U3 k KpaTHBIX pEDGep, MO OOHOMY T KaXXJOM mepeMeHHOMH. fICHO, YTo
raMubTOHOB IIUKJI B TaKOM r'pade JoDKeH «BhIOpaTh» 3HaUeHue [ KaxJoH Ie-
peMeHHO! U «BbIOpaTh» MO OJHOM IepeMeHHO! B KaXXJJOM YpaBHEHUS.

KoHeuHo, 370 emé He BcE. MEI [TOKa OTpa3uy B rpade TOJIbKO pa3Mephl Mart-
pUILBL A, HO He eé CTPYKTypy — JIeTKO J0TajaThCsA, YTO JJIA 3TOTO MBI KCIIOJIb3Y-
€M BO3MOXHOCTb YKa3bBaTh Maphl pébep. [y kaxJoro ypaBHeHUs (HallOMHUM,
YTO UX M MITYK) U KaxJOH MepeMeHHOH X; U3 3TOro ypaBHeHus Jo6aBuMm B C
napy (e, e’), rae e — pe6Gpo, COOTBETCTBYIOLIEE BXOXIEHUIO STON MEPEMEHHOI B
5TO ypaBHeHMe (cyieBa Ha pucyHke 8.11), a e’ — pe6po, COOTBETCTBYIOIEE CIIYYAI0
x; =0 (Ha pucyHKe clipaBa). DTUM MbI BEIHYX JaeM Ty [lepeMeHHYI0 B ypaBHEHUU,
Yyepe3 KOTOPYIO IPOIIEST IUKJL, OBITh UCTUHHOM, a OCTaJIbHbIE OBITH JIOXKHBIMU. Ha
5TOM KOHCTPYKIIs 3aBeplleHa.

[Touemy 3TO paboraeTr? PaccMoTpuM Jmo00e pellleHUe MOJIydYeHHOU 3aauyu O
raMuJbTOHOBOM ITMKJIE ¢ TTApHHIMU pébpamu. Kak Mbl yXXe roBOpUJIM, TaKOe pe-
meHue BEIOMpaeT 3HaueHue JJ1A KaXJ0H llepeMeHHOl, a TakXe BBIOMpaeT 1o Ofi-
HOU NepeMeHHOU B KaXXJOM ypaBHeHUsA. IIpoBepuM, 4TO BEIOpaHHBIE TaKUM 00-
pa3oM 3HaueHN:A yJIOBJIeTBOPAIOT BCEM ypaBHEHUAM. YCJIOBUA Ha Maphbl rapaHTu-
PYIOT, 4TO Te IlepeMeHHbIe, Yepe3 KOTOphle IUKJI He IPOXOAWT B JIeBOM NOJIOBUHE,
paBHbHI 0, a Te, yepe3 KOTOpBIe LIUKJI IPOXOUT, paBHHI 1. [I03TOMY B KaXXJIOM ypas-
HEeHUU eCTh POBHO OJJHA eJMHMUIIA, TAK YTO OHO BBINOJHAETCA. JIerko BHIIIOJHUTH U
obpaTHOe nocTpoeHre (raMuUIbTOHOBA ITyTU 110 PElIeHNI0 CHCTEMBl YPaBHEHUI).

Kak n3b6aBurhcs oT mapHbIX pébep. OcTasioch CBECTU 3a/jauy O raMUJIbTOHO-
BOM ILIMKJIe C TapHBIMU pé0paMu K OOBIYHOH 3aJjaue O raMUIbTOHOBOM IIHKJIe, TO
eCTb KaK-TO U30aBUThCA OT IapHBEIX pe0ep (caesaTb MHOXeCTBO C IIyCTBIM).
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Puc. 8.11. CBenenue YHE k raMuJIbTOHOBY IJUKJIy C TAPHBIMU p€OpamMu.

ypaBHEHU riepeMeHHEbIe

dTO fenaeTcs C MOMOIIBIO OJIOKOB, M300paxkéHHBIX Ha puc. 8.12. Ilycth 3TOT
6JI0K ABJIIETCA YacThI0 Kakoro-to rpada G, coeMHEHHOH ¢ APYyruMU BepIIrHa-
MM JMIIb B TOYKAaX da, b, ¢, d. JlaBaiiTe mokaxeMm, YTO raMUJIbTOHOB IL[UKJI B Ipa-
de G MmoxeT IpoxXoauTh 6JIOK JMIIb ABYMs cliocobamu, N300 pak EHHBIMU KU PHBI-
MU JIMHUAMHE. SICHO, YTO BepTUKAJIbHBIE JITHUY Hen30eXHBI, MHAUYe MBI He Toce-
TUM CcpeJHUI psAl BepiivH. [locMoTpuM Ha OfHY U3 HUX (He KpalHI0I0): MPOns
IO Hel, ITKJI I0JDKEH NTOBEPHYTh HaJleBO WM HAIpaBo, Y M3 PUCYHKA BUAHO, YTO
3TOT BHIOOP olpefesieT BCE NajbHelliee (1 BCE MpeliecTByOIIee) MoBeAeHUE:
MBI [TONIaZlaeM Ha CJIe[yI0Iy0 BepTHUKaJbHYIO JIMHUI0, KOTOpas IPOLOJIKaeT IUKJL,
U cJieAyIo i BEIOOP ofHO3HAaYeH (MHaye MTOJIyINTCSA 3aMKHYTHIH KPYT).

TakuM 06pa3oM, 3Ta KOHCTPYKI[UA BeAET ce0a TOYHO Tak ke, Kak aBa pedbpa
{a, b} u {c, d}, o6bemuuénnsie B nmapy (puc. 8.12(d)), B BapuaHTe 3aaauu C nap-
HBIMU pEOpaMu.

Tenepb NOHATHO, KaK CBECTH 3aJja4y O raMIUJIbTOHOBOM ITMKJIE C TaPHBIMU PED-
paMu K 3ajiaue 06 0OBIYHOM raMuJbTOHOBOM I[HKJle. BynieM mocreneHHO yMeHb-
maTh KOJIMYECTBO Iap, OKa OHU BCe HE MCYE3HYT. B3sB Kakyio-To mapy pébep
({a, b}, {c,d}) € C, mbI 3amenseM 3Ty mapy Ha KOHCTpyKiuio puc. 8.12(a). Ho
HaJo MMeTh B BUJy, uTo pébpa {a, b} wm {c, d} Morm BXoguTh U B Apyrye ma-
pel. Hudero crpaiHoro: Bo BceX OCTAaBIIMXCSA Mapax, cofepxarmux pebpo {a, b},
3aMeHsieM ero Ha peGpo {a, f } U3 ToBKO YTO JOGABJIEHHOM KOHCTPYKI[UHU (MPO-
XOXJeHNe 0 HeMy KOJUPYeT MPOXOoXAeHue no pebpy {a, b} ucxomuoro rpada).
Ananornuno 3amensiem {c, d} (B gpyrux mapax) Ha {c, h}. Takoe mpeoGpa3oBa-
Hue rpada IoMHOMHAJIbHO, [TOCKOJIbKY Ha KaXxx/aylo napy pébep mobaBirieTcs 1o



256 I'maga 8. NP-nosHble 3adauu

Puc. 8.12. KoHcTpyknus, obecriednBaias napHoe IoBeJeHue.

(a) f l m S
ao N O b
g% k n r
co S O d
h j p q
(b)
a o ) O Ob
co O od
(@
ao & Q Ob
co O—O Od
(d)
ao Ob
C={({a, b}, {c,d})}
cO Od

12 BepmyH. Jlerko BUAETh, YTO FaMUJIbTOHOBHI IUKJIBI B ITOJIyYeHHOM rpade Ha-
XOAATCA BO B3aMHO OJHO3HAYHOM COOTBETCTBUU C FaMUJIbTOHOBBIMU LINKJIAMU B
HCXOJHOM rpade, corjacoBaHHEIMU C MHOXKeCTBOM nap pédep C.

T'AMMJIBTOHOB 1HMKJI — KOMMMBOSDKEP

Ilo manuomy rpady G = (V, E) nocTpoum clieayroinuil rpad 1t 3a1a41 KOMMUBO-
soKépa: MHOXECTBO T'OPOJIOB coBmajaeT ¢ |V|; paccTosiHue MeX Ay TOPOAaMu U U V
MOJIOXUM paBHBIM 1, ecm {u, v} €E, 1 1 + o B IPOTUBHOM cJlyuae. 3HaueHUE
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a = 1 mel nogbepém noszxe. B nosyueHHOM rpade 6yaemM UCKaTh IIUKJI CyMMapHO-
ro Beca He GoJee |V|.

flcHO, YTO ec/ B UCXOJHOM rpade ecTb raMUJIbTOHOB IIUKJL, TO U B MOJIy4eH-
HOM rpade ecTh TaMUJIbTOHOB I[UKJI Beca poBHO |V|. Ecjm e raMuIbTOHOBA LUK~
JIa B UCXOOHOM rpade HeT, TO JT0OOIM raMUJbTOHOB LIMKJI B ITOJIydeHHOM Ipade
Oynet umeTh Bec x0Ts Obl |V| + a (emy npugércs xotsa Obl pa3 mpoiitu no peGpy
Beca 1 + a, a Bce octasbHbIe |V | — 1 péGep umeloT Bec X0Ts 651 1). U'Tak, Mbl CBeJH
3a/la4y O raMUJIbTOHOBOM LIMKJIE K 3a/ilade KOMMUBOSXKEpPA.

3aueM, OHAKO, MbI BBeJIM NapaMeTp a? Belp A1 cBejeHUA JOCTAaTOYHO OBLIIO
OBl B3Th, cCKaxkeM, o = 1. [Ipu a = 1 Beca p€bep B nmocTpoeHHOM rpade yIoBJIeTBO-
PAIOT HEPABEHCTBY TPEYTOJIbHUKA: I TOPOJIOB I, j, k BEIITOJIHAETCS HEPABEHCTBO
d;; + dj = djy. (mevictBuTesbHO, d;; + djp = 1+ 1 =2 > dy). Takum 06pasom, Mbl
CBeJM 33/]auy O TaMUJIbTOHOBOM LIMKJIE K 3a/laue KOMMUBOSIKEpPA ¢ JONOJHUTEb-
HBIM OrpaHU4YeHreM (pacCTOSHUSA YIOOBJIeTBOPSIOT HEPaBEHCTBY TPEYroJbHUKA).
ODTOT YacTHBIH cJlyyail 4acTo BO3HMKaeT Ha IPaKTHKe 1 B HEKOTOPOM CMEICJIE TIPO-
1fe o0Iero ciyvas: i1 Hero ecTb 3h@PeKTUBHbBIE NPUOTUNCEHHbLE aJTOPUTMBL.

Ecym xe B3ATh OoJblllee 3HaUY€HUE Q, TO Beca pédep yxe He OyayT yAOBJETBO-
PATh HEPABEHCTBY TPEYTOJIbHUKA, HO 3aTO Halle cBefeHue OydeT o6JamaTh Apy-
M UHTEPECHBIM CBOYMCTBOM. A MIMEHHO, B TOJlyYeHHOM rpade ymbo ecTh raMisib-
TOHOB ITUKJI Beca |V |, mi6o mo60i raMubTOHOB IIUKJI UMEET BEC KaK MUHUMYM
|V| 4+ a, v 5T0 ymcso MoxeT GHTh CHIIbHO Gosbie |V|. B riaBe 9 Mbl yBUIYUM, YTO
TaKO¥ 3a30p MO3BOJIIET MTOKA3aTh, 4TO (B mpemmnosioxeHuu P # NP) i o6ieit 3a-
Ja4y KOMMHBOSXEpa HeT 3(PGeKTUBHBIX TPUOIMKEHHBIX aJTOPUTMOB.

JIOBAA 3AJAUA KJIACCA NP — BBITTOJIHUMOCTDH

MbI cBey 3a[jauy O BBIITOJIHUMOCTH K pa3sHBIM 3a7jauyaM 13 cxeMsl Ha puc. 8.7. Cell-
yac MBI 3aMKHEM KpyT U yOeauMcs, 9YTO BepHO U oOpaTHOe, YCTaHOBUB, UYTO BCE
OHU — U BOOOIIe JroOble 3agaun noucka (= 3agauu u3 NP) — cBomATCS K 3aaue
BEIIOJIHUMOCTH. TeM caMbIM MBI JOKaXkeM, YTO Bce 3a/auu Ha puc. 8.7 sKBuBa-
JIEHTHBI JpyT Apyry 1 NP-IIOJHEI.

MEI cBeiéEM IpOM3BOJIbHYIO 3aaauy U3 NP k uyTe Oosiee 001ieMy BapuaHTy 3a-
Jayy O BBIIOJHUMOCTU — 33Jjaue BBIIOJHUMOCTHU OyJsieBoii cxeMbl (circuit SAT).
Bxopmom naHHON 3a/iauu ABJsieTcA Oysesa cxema (cM. puc. 8.13 u pasgen 7.7), TO
eCTh allMKJIMYeCcKUil OpPUeHTUPOBAHHEBIN I'pad, B KOTOPOM €CTh BEPILIVHH CJIey-
I0IIUX TUIIOB:

» OsemeHTBEl AND u OR, nmerniue BXOJAILIYIO CTENeHb 2.
» OnemeHTHl NOT, nmernnue BXOAALYIO CTeneHs 1.

« H36ecmHble 8x00bl (BXOOAIAA CTeleHb HOJIb), IOMeUeHHbIe KOHCTAHTOH true
nm false.

* Heuseecmnble @xo0bl (BxosAIasa crenedb 0), IoMedeHHbIe 3HAKOM «?»,

OpHa U3 BEpIINH CXeMbl IMEET BBIXO/IHYI0 cTereHb O ¥ ToMeueHa KaK «BBIXOM.
BriGpaB 3HAueHMs i1 HEM3BECTHBIX BXOZOB, MBI MOXEM OIpeJIe/INTh 3Have-
HHe B KaX/J0! BepIirHe (B TOM YKCJie U B BRIXOAHOU BEpIINHE), MOJb3YsACh 3aK0-
Hamu OysieBoii jjoruku (Tumna false V true = true). Hanpumep, npu nojicTaHOBKe
3Ha4YeHUH true, false, true cxema puc. 8.13 BrIuUC/sIeT 3HaUeHUe false.
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Puc. 8.13. Bxox /11 3ajauy BRIITOJIHUMOCTU OYJIEBOH CXEMBI.

BBIXOJ]

=

3azaua 0 BBIIOJHUMOCTH OyJieBOil cxeMbl BO3HMKaeT, Korja 3ajiaHa OyseBa
cxeMa, a HalTh HYyXXHO HaboOp 3HAaYeHUU HEU3BECTHHIX, MPU KOTOPOM HAa BBIXO-
e cxeMbl OyfeT true (MM Xe CcOOOIMMTH, YTO TaKOro Habopa Het). Hampuwmep,
Habop (false, true, true) BHINOJHAET cxeMy puc. 8.13.

OJTa 3aaua o00611aeT pacCMOTPEHHYIO paHblile 3a/1a4y O BHIIIOJHUMOCTHU, Belb
dopmysty B KH® slerko 3aziaTh cxeMoll. Takasa cxeMa OyJieT BBIUMCIIATh KOHBIOHK-
U0 OU3BIOHKTOB (C MOMOIIBI0 HECKOJIbKUX 3jleMeHTOB Thna AND), a KaxOpii
JU3BIOHKT OyieT MU3bI0HKI[UEN JmTepasioB. HakoHell, ymTepas— 3To MO0 Heus-
BECTHBIN BXOJI, 00 ero orputianue. (M3BecTHbIe BXO/IBI P 3TOM He HYXHBI. )

JTo 00001eHe He sBJAeTCs MPUHIMIINABHBIM: ceiiduac Mbl CBeJIEM 3aJaqy
O BBINOJIHUMOCTU OYJIeBOHM CXeMBl K 3a7jaue BHIIIOJHUMOCTH, 3aMEHUB CXeMy Ha
dopmysy B KH®D. B Hell moABATCA HOBBIE IlepeMeHHbIe (KpoMe BXOJHBIX HEN3BEeCT-
HBIX): JJIA KQXJ0W BEPIIUHBI 3aBeJEM HOBYIO NePEMEHHYI0 g 1 3aluIleM CJIe/Ty-
0IUe M3bIOHKTHI, FAPAHTUPYIOIIME, YTO 3HAUYeHNEe 3TOU [epeMeHHOU JIeNCTBU-
TeJIbHO BBIYMCJIAETCA MO MPaBUjaM JIOTUKU:

g 4

(g) €3] E

(gVh) (& Vh) (gVh)
(g Vhy) (g vhy) (gVh)
(g Vhy Vhy) (g VhyVhy)

4 g g
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(ITonaTHO JM, TOYEeMy [IOCTATOYHO 3amucaTh Takue JU3bIOHKTH?) UTOOH! 3acTa-
BUTh CXEMY BBIUYHCJIATh 3HAUEHHUE true, NOOABUM TaKke AUIBIOHKT (g) A/ BbI-
XOAHOTO 3JIeMeHTa g. BeinosHaAmmue Habophl 41 NojydyeHHOH Gopmysml B KHD
HaXoAATCA BO B3aMMHO OAHO3HAYHOM COOTBETCTBUM C BHIOJHAIOMIMMU Habopa-
MU HCXOOHOU CXEMBI.

BepHéMca Teneph K Halllell OCHOBHOU 3aJaue — CBeJeHUI0 MPOM3BOJIbHOU 3a-
Jayy rorcka A K 3ajjaue BBIIOJHUMOCTU OysieBoil cxeMbl. Kak mocTpouTts Takoe
cBenieHne? Kaxercs, 310 OyAeT HEMPOCTO, Ge0b Mbl HUUeeO0 He 3Haem 00 A, Kpome
moco, ¥mo oHa Aesremca 3adavell noucka.

3HauUT, BOCIOIb30BaThCA HY’)KHO UMEHHO 5TUM. Kak MBI TOMHMM, 3a/a4a Io-
HCKa 3aJa€TcA MPOBEPSAIIINM aJropuTMOM. IMeHHO, 1A A ecTb aJroputM %,
MPOBEPSIO LU 110 BXO/y I ¥ KaHMATY S, NIEUCTBUTEJIHHO JIN S SIBJIFIETCS PelleHN-
eM. Bosiee TOro, 3TOT aJTOPUTM OCYyIleCTBJIAET TaKylo IPOBEPKY 3a MOIMHOMUAJIb-
HOe OT JyMHEI | BpeMA (13 4ero, B 4aCTHOCTH, CJIeflyeT, YTo JyIMHA S AOJDKHA OBITh
orpaHnyeHa IOJMHOMOM OT AJIMHEI I, IHaUe Mbl He ycIeeM Aake POYecTsb S).

BcriomHMM Telleppb Hallle paccyXAeHHe U3 pasfesa 7.7 0 TOM, YTO IO MOJM-
HOMHAJIbHOMY aJTOPUTMY MOXHO ITOCTPOUTDH IOJMHOMHAJBHYIO CXeMy, KOTopas
(11 BXOZIOB JAHHOU J/IMHBI) OyAeT BBIYUCIATH TO Xe caMoe, YTO U aJTOPUTM.
B namem cilyyae ayropuTM 6 OTBeyaeT Ha BOIPOC, ABJEIETCA JU S pelleHneM
AJi [. OTOT OTBET NOSABUTCA Ha BBIXOJIE CXEMBI.

Hrak, o Bxoay I 3afjauu A MBI 3a TOJIMHOMUAJIBHOE BpeMs MOXXeM IIOCTPOUTh
CXeMy, U3BeCTHBIMU BXOAHBIMU 3JIeMEeHTaMU KOTOpPOoU OyayT OUTEI I, a HEM3BeCT-
HBIMU — 6uTH S. Ha BbIX0Jle Takoil cxeMbl IOABUTCS 3HaUeHNe true TOra U TOJb-
KO TOr[a, Korja Ha Heu3BeCTHble BXOp! ITOAaHbl OUTHI, KOAUPYIOliie pelleHne S
i 1. JIpyriMu cJIoBaMU, GblnoJHAUjUe HAOOPbl OJTsL CXeMbl COOMBencmayom pe-
weHusam 3adauu A da eéxooda I, uto HaMm U TpeboBasiock. CBeJieHrie IOCTPOEHO.

Hepa3spemumsie 3agaqu

3apaua m3 kyacca NP mMoxeT OBITh pelieHa 3KCIIOHEHI[UAIbHIM aJITOPUTMOM,
KOTOPBIN MIPOCTO MepeGrpaeT BCex MOTEHITMAbHBIX KAaHAUIATOB (HAIOMHUM,
YTO WX pa3Mep OrPaHUYEH MOJMHOMOM OT pa3Mepa Bxoja). OKa3sIBaeTcs, YTo
OBIBAIOT 3a/1a4M, KOTOPBIE HE PEMIAITCA BOOOIIE HUKAKUM aJTOPUTMOM (HU IO-
JMHOMMAJbHBIM, HU 3KCIIOHEHITUAJIbHBIM, HU ellé 60Jiee NOr0 paboTaIIIM);
VX Ha3bIBAIOT Hepaspewumsimu (unsolvable).

Hampumep, TakoB apudMeTUUeCKUi BADUAHT 3a1a4¥ BHITIOJIHUMOCTH. B HEM
0 33[]AHHOMY aJre0panyecKkoMy YPaBHEHHIO THIIA

Cyz+2y*2® —7xy’z=6

(B JIeBOI1 4YaCTH CTOUT MHOTO4JIEH OT HECKOJIbKUX ITepeMEHHBIX C I[eJIbIMU K03 (-
dunreHTaMI) HYXKHO OIIpele/INTh, €CTh JII Y Hero ILieJIoulcJieHHbIe pellleHN .
HepaspemmmocTbs 3TOM KOHKpeTHOU 3afauy Oblja AokasaHa B 1970 rony
(B pesysprate pabdor Jpxymu Poouncon, MapTtuHa [pBuca, Xunapu [latHama u
IOpusa Martuscesuua), HO BIepBble Hepa3pemuMas 3afada Oblja ykasaHa Ajla-
HoM TrropuHrom B 1936 rofy; oH ObLI TOrAa CTYAEHTOM MaTeMaThyeckoro ¢a-
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KysbTeTa B KemOpumpke (AHrmisa). B Te BpeMeHa emnié He ObLJIO HY KOMITbIOTe-
POB, HA A3BIKOB IIPOrpaMMIPOBaHUsA (ckopee HA060POT, KOMITbIO TEPHI U A3BIKU
IIporpaMMKpPOBaHusA MOABWICH OJarofaps TeiopuHry). Ha coBpeMeHHOM 3bI-
Ke 3Ty 3a7ja4y MOXXHO onucaTh Tak.

JomycTuM, HaM AaHa ITporpaMMa Ha HEKOTOPOM f3bIKe IPOrpaMMUpPOBaHNA,
a TaKxe BXOJ 3TOM MporpamMMsbl. MBI XOTUM OHATh, OCTAHOBUTCSA JI1 IPOrpaMm-
Ma, HauaB paboTaTh Ha 3TOM BXoJie. BbLjIo 6B OY€Hb 3J0POBO UMETh IIPOLeyPY
TERMINATES (p, X ), KOTOpas o mporpamme p u (aily ¢ JAHHBIMUA X OTBedaja
OBl Ha BOIIPOC, OCTAHOBUTCA JI1 IPOrpaMMa p Ha JaHHBIX X.

Ho xak MOXHO ObLJI0 ObI peaym30BaTh TaKylo nporneaypy? Ecim BbI He BCTpe-
YaJmch C 3TOM 3a/jauell paHblile, MOMpPOOyiiTe MPUKUHYTh, KAK MOXHO OBLJIO ObI
OTIpeIeJIUTh, 3allUKJIMTCS JIM JaHHAs [TporpamMMa Ha JaHHOM BXOJle MJIM HeT.

Ha camowm gernie makyto npoyedypy Hanucams Hestb3A. JIOKaxkeM 3TO OT Ipo-
TUBHOTO. [IycTh Takas mporneaypa TERMINATES (p, x) ecth. Hanuiiem Torza ta-
KyI0o IIpoLleAypy C OAHKUM IIapaMeTpOM:

nporexnypa PARADOX(z)

OBTOPATH IoKa TERMINATES(Z, 2) MCTHHHO

OHa ocTaHaBJ/MBaeTCA Ha BXOJe Z TOr/Aa U TOJBKO TOrJa, KOrja npoleaypa 2
He 0CMAaHae/ieaemcs, ecJii el Ha BX0oJ AaTh €€ coOCTBEeHHBIN Kof (2).

HaBepHo, BHI yXe BuauTe noasox. Jasatite cozmaum (aiin Paradox € KO-
JIOM 3TOM IPOLEAyPhl ¥ BHIIIOJIHUM BbI30B PARADOX (Paradox). OCTaHOBUTCS OH
i HeT? O6a oTBeTa Ha 3TOT BOIIPOC — MOJIOXKUTEBHBIN 1 OTPUI[aTe/IbHBII —
IIPUBOJAT K MpOTHBOpeunio. [IpoTrBOpeunie NMpou3onuio 13-3a TOro, YTO MBI
MPEAMNOJIOKIII CyIIECTBOBAHUE MPOLeAypHl, NMpOBepsAIell ocTaHOBKY. Tak
YTO TaKOM IIPOLie/lypEl HET: KaK rOBOPAT, pobJieMa octaHoBa (halting problem)
Hepaspemuma.

W3 5TOro MOXHO cJejiaTh BBIBOJ, YTO B IPOrPaMMHPOBAHUN MOXHO aBTO-
MaTH3UpOBaTh AajleKo He BcE. MBI BuAe/M, YTO Hesb3sA HamucaTb NpoIefdy-
Py, OIIpeesAI0IyI0, 3aljMKJMBaeTCsA i IporpaMMa Ha JaHHOM Bxofe. Moxet
OBITH, MOXHO XOTsI OBl POBEPUTH, HE CIIYUUTCA JIA NepelnojiHeHne Oydepa BO
BpeMs UcIojHeHus nporpaMmbl? Toxe HeT (K 3Toi 3a/jaue CBOAUTCA MpobJie-
Ma OCTaHOBa — MOHATHO, Kak?) [IporpamMupoBaHue Bcerma OyneT TpeGoBaTh
JVCHUIIIMHBL, 1300peTaTeslbHOCTH U OCTPOYMUS.

YnpaxHeHus

8.1. 3adauu noucka u 3adayu onmumusdayuu. 1A 33034y KOMMUBOSDKEPA BapH-
aHTHI C IOMCKOM U C ONITUMU3aIiyiell BBITJALAT Tak:

3amava momcka:

Bx00: MaTpuIia pacCTOSHUMH, 610DKeT b.

Bb1x00: UKJI Beca He GoJiee b, mpoxoaAIIui o BceM BepiirHaM rpada, ec-
JI1 TAKOU ITUKJI €CTh.
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OnTuMuM3alioHHas 3aayva:

Bx00: MaTpuIla pacCTOSHUE.

Bb1x00: IIUKJI MUHUMAJIbHOTO Beca, MPOXO AU 0 BCeM BepIIHAM rpa-
da, ec/m TaKol LUKJI €CTh.

[TokaxuTe, YTO €CJIM MIOMCKOBYIO 33/1a4y KOMMHUBOSIKEPA MOXHO PEIINTh 32 HOJH-
HOMHAJIbHOE BpeMs, TO U ONTUMU3ALUOHHBIIM BAPUAHT MOXHO PELINTD 3a [OJIU-
HOMHAJIbHOE BPeMH.

8.2. 3adauu noucka u 3adauu paspeuterusi. [IycTs MMeeTCs porpaMma, KoTopas
3a TIOJIMHOMHAJIbHOE BPEMsI OTBEYAET Ha BOMPOC, COAEPXKUT JIM BXOJHOM rpad ra-
MHJIbTOHOB HUKJL Kak ¢ e€ moMoIIsi0 HaliTH 3a MOIMHOMMAJIbHOE BPEMS caM I[AKJT
(ecm1 oH ecTh)?

8.3. 3agaua obKOHOMHOM BRIIOJHUMOCTH (stingy SAT) 3ak/rouaerca B CJIeAyIOIIEM:
mo maHHoii hopmysie B KH® u unciy k TpeGyeTcs HAlTH BHIMOHAOIINE HA60p, B
KOTOpPOM He (oJiee k mepeMeHHBIM IIPHUCBOEHO 3HAYeHHe true, €CJI TaKOoU Habop
ecTb. Jlokaxure, 4TO 3Ta 3aga4ya NP-moyHa.

8.4. HazoBémM «3ajaueii 0 3-KJMKe» YaCTHHIN CJIyYal 3a/jau¥ O KJIHKe 111 TpadoB,
B KOTOPHIX CTEMEeHb KaX 10U BEPIIUHBI HE MTPEBOCXOIUT 3.

(a) HoxaxwuTe, 4TO 33/4a4a O 3-KJIMKe IPUHALIeXUT Kjaccy NP.

(b) IIpuBeném mokasaTebcTBO NP-ITOJHOTH 3TOM 3afaun. UTo B HEM HeBep-
HO?

«J11a nokasatesibcTBa NP-MOJIHOTH 3-KJIMKU JIOCTaTOYHO CBECTU €€ K 3a/1aue O
KJiKe (BeOdp MBI yXXe 3HaeM, UTO 3ajaya o kjmke NP-nosHa). [TockosbKy 3amada
0 kKJke — OoJlee o6mias 3ajavya, cBefeHHe HUKaK He OyJeT MeHATh HU JaHHBIN
rpad G, cTemeHb KaXJOUW BEPIIMHBI KOTOPOTO HE MPEBOCXOMT TPEX, HU Mapa-
MeTp g. Bosiee Toro, pemreHvie 1 MOJIy4eHHON 3a/jauul O KJIIKE, OYEBUIHO, SB-
JIsieTcs pellleHreM U I MCXOAHOM 3a4auu o 3-kjmike. Takum ob6pa3oM, cBefleHue
MOCTPOEHO, a 3HAYUT, 3afjaua 0 3-KJKe ABJiieTcss NP-moymHo».

(c) 3apgaua o BepUIMHHOM MOKPHITUU OcTaéTcss NP-TpyaHO, ec/i OrpaHUuUTh
eé rpadamMu, B KOTOPHIX CTelleHb KaX Ol BepIINHEI He mpeBocxoauT 3. HazoBém
3Ty 3agauy BII-3. ['me omubka B cefytoiieM AoKa3aTesbcTBe NP-IoJHOTH 3agaun
0 3-KJmKe?

«[ToctpouM cBenmeHue 3agauu BII-3 k 3agade o 3-kymke. Ilycte maH rpad
G =(V, E) co cTemeHsAMH BePIIVH He BbIlle 3, a TakXXe Yncio b; moaaaumM Ha BXO[
3agaue o 3-kymke rpad G u mapametp |V| — b. fcHO, YTO MHOXECTBO BEPIUINH
C CV aBysAeTcA BepIIMHHBIM IOKPBITHEM B G TOTAa U TOJIBKO TOTAa, KOTJja ero Jo-
noyHeHue V — C sABJieTcA KJMKOHM B G. 3HAuuT, B G eCTh BepHIMHHOE IOKPHITHE
pa3mepa He 6oJiee b TOria ¥ TOJILKO TOTMA, KOT/ia B HEM €CTh KJIMKA pa3Mepa XOTs
6b1 |V| — b. IlocTpoeHHOe cBefleHNe AoKa3biBaeT NP-MIOJHOTY 3a4a4u 0 3-KJIMKe».

(d) MocTpoiiTe afropuT™, pelmanIyi 3afady o 3-kmke 3a spems O(|V|4).

8.5. IlocTpoiiTe cBefieHNE 3a7auU O TPEXJIOJIbHOM COYETaHUM K 3ajjaue BhIIIOJIHU-
MOCTH, a TaKXXe CBeJileHHe 3a/lauil O TaMUJIbTOHOBOM ITyTU K 3a/jaue BBITIOJHUMO-

CTH. (Ho;[cxaslca: BO BTOPOM CBE€JJ€EHMK MOXXHO HKCIIOJIb30BAaTh II€pEMEHHbIE xij,
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OoTBeyvalmue 3a To, YTO i-A BeplIrHa UMeeT HOMep j B raMUJIbTOHOBOM IIyTH. Hc-
[0JIb3ys 3TU IlepeMeHHble, Hy’)KHO 3alrcaTh OrpaHru4eHuns 3aJauu.)

8.6. Ha cTpanuiie 249 Mbl y3Ha M, YTO 3afjaua 3-BHITIOJIHUMOCTU OCTaéTcAa NP-mos-
HOU Aaxe i1 GOpMyJI, B KOTOPBIX KaXX Il JIMTepaJ BcTpeuaeTcsa He 6oJiee OBYX
pas.

(a) Joxaxwure, 4TO eCJM KaX [Jplil JIMTEPAJI BCTpeyaeTcs He Gosiee 00H020 pasd,
TO 3a/1la4a MOXeT OBbITh pellleHa 3a MOJMTHOMHAJIbHOE BpeMsl.

(b) JloxaxwuTe, 4TO 3ajJjaua O HE3aBUCHMOM MHOXeCTBe ocTaéTcs NP-moJHO
U1 rpadoB, B KOTOPHIX CTeTeHb KaX 0N BEPILIUHEI He BhIIIE 4.

8.7. PaccMOTpuM cJlefyloIIMi YaCTHBIM cjlydyall 3a4auy BBIMOJHUMOCTU: KaX ObIi
JU3BIOHKT COCTOMT POBHO U3 TPEX JIMTEpasoB, KaXxaas lepeMeHHasA BCTpeyaeTcs
He Oosiee Tpéx pa3. JlokaxuTe, YTO JaHHAA 3ajadya MoOXeT OBITh pellleHa 3a IOo-
JmHoMHasbHoe BpeMs. (ITofackaska: B IByHOJIbHOM rpade, rje cjieBa qU3bIOHKTHI,
cripaBa nepeMeHHEIe, a pé0pa COOTBETCTBYIOT BXOXIEHUIO IlepeMeHHO! B AWU3b-
IOHKT, eCTh COBepIlIeHHOe [TapocoueTaHue, cM. ynpaxHeHnue 7.30.)

8.8. Bxoi0M 3a/1a4¥ TOYHOM 4-BRIITOJIHUMOCTHU (exact 4SAT) sBjsieTCss MHOXECTBO
JU3BIOHKTOB, KaX/ABIM M3 KOTOPHIX COJIEPXXUT POBHO YeThIpe IepeMeHHbIe, IIpu-
4yéM BCe 3TU [lepeMeHHble pa3yuHbl. HaliTy, kak 0GBIYHO, HYXXHO BBITIOJIHAIO NI
Habop. [Tokaxure, uTo AaHHaA 3afaya NP-nosHa.

8.9. B 3ajaue o MHOXecTBe npefcTaButesiel (hitting set) Ha BXxoa Jal0TCs ceMeli-
CTBO MHOXeCTB {5, S,, ..., S,} u uncyo b. TpeGyercs HaliTh MHOXecTBO H pas-
Mepa He 6osiee b, mepecekariiee kaxaoe S; (To ectb S; N H # J Ipu BCeX 1), W
COOOIIUTH, YTO TAKOTO HeT. JJoKaxuTe, 4TO 3Ta 3agadya NP-nosmHa.

8.10. /Joxazamestocmgo NP-nosmomet o606ujeHuem. Tlokaxure, 4To Kaxaas Mpu-
BeJI€HHaA Huxe 3afjaua NP-1oJiHa, MOCKOJbKY OHa 0000111aeT HEKOTOPYIO yXKe 13-
BecTHyI0 HaM NP-nosmHyo 3azauvy.

(a) Uzomopdusm moarpacda (subgraph isomorphism). ITo AByM HEOpHEHTHPO-
BaHHBIM rpadam G u H BBIACHUTS, ABJiieTcsa i G noarpadom H (TO ecTb MOXHO
1 yoaymTh U3 H HeKoTopble BEPIIMHEL 1 pébpa Tak, 4ToOkl ocTajsics rpad, KoTo-
PBIii C TOYHOCTHIO JI0 Ha3BaHUM BepIIUH COBMaaaeT ¢ G), U eCJM sABJIETCs, yKa3aTh
COOTBETCTBUE MeX/y BepIIHAMU.

(b) MakcumasbHbIH myTh (longest path). dansl rpad G u uucsio g; HalTU B G
MPOCTOI MyTh AJIMHEI HE MeHee g.

(c) 3apaua makcumasbHOU BeITOJHUMOCTU (max SAT). ITo nanHol dopmyie B
KH® u ynciy g HaliTu HaOOP, BHIMOJHAIOINI XOTA Obl § MM3bIOHKTOB.

(d) Mnotaeiit moarpad (dense subgraph). Jaust rpad G u urcia a u b; HalTH
a BepuivH B G, COEMHEHHBIX APYT ¢ APYroM XOTs Obl b pébpamu.

(e) Paspexennsiii noarpad (sparse subgraph). dansl rpad G u uncnia a u b;
HaiTU a BepmvH B G, MeX /Ty KOTOpPIMU B G eCTh He GoJiee b pébep.

(f) MokpeITHE MHOXECTBAMU (set cover). DTa 3aia4a 060011aeT 08e N3BECTHBIE
HaMm NP-noJjiHble 3aJa4u.
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(g) 3amaua o HagéxHo cetu (reliable network). JlaHbl iBe MaTpuIlbl pa3Mepa
n X n: MaTpula pacCTOAHUM d;; U MaTpula mpeboGaHull C6AZHOCMU T;j, & TAKXKe
yucsio b. Hago naiitu rpad G = ({1, 2, ..., n}, E), B koTopoMm (1) cymma ymiH pé-
6ep He MpeBOCXOUT b U (2) Mex 1y JE0OBIMA ABYMs BEpPIIMHAMMU [ U j €CTh XOTA
OBl 1;; MyTeH, He mepeceKalmuxcs no BepmuHam. ([Toackaska: mycTs Bee d;; pas-
Hel 1 wm 2, b =n, a Bce r;; paBubI 2. Kakas NP-nosmHas 3ajjaua nojy4aercs?)

8.11. EcTb HeCKOJIbKO BEPCHI 3aja4¥l O FaMUJIbTOHOBOM ITyTH: rpad MOXeT ObITh
OpHMEHTHPOBAHHBIM WJIM HET, UCKaTh MOXHO MyTh WJIM HUKJL CBeduTe 3a/auy O
raMUJIbTOHOBOM IIyTU B OPUEHTUPOBAHHOM rpade K cJIeyo M ABYM 3aJadaMm.

(a) 3apgaua o raMUJIBTOHOBOM ITYTH B HEOPHMEHTHPOBAHHOM rpade.

(b) 3aaua o raMHJIBTOHOBOM ($, t)-TIyTH B HEOpHEHTHUPOBaHHOM rpade (uieT-
¢S TaMWJIbTOHOB IIYTh € 3aJJaAHHBIM HAYaJIoOM S U KOHI[OM t).
8.12. 3apaua o k-mokpeIBarwIeM gepeBe (k-spanning tree) COCTOUT B CJIEAYIOLIEM.

Bx00: HeopueHTupoBanHsiii rpad G = (V, E).
Bbixod: mokpeiBaIiee epeBo G, B KOTOPOM KaXJasl BEPIIMHA UMeeT CTe-
neHs He 6onee k.

IMokaxuTe, 4TO 11 JBOOOTO k = 2

(a) 3amaua o k-MOKpHIBAKOIIEM JiepeBe ABJIIETCA 3aJavyel morcka (JIeXXUT B
NP);

(b) 3amaua o k-mokpriBawinem aepeBe NP-rmoHa. ([Toackaska: HauHUTE ¢ k = 2
U YCTaHOBUTE CBA3b MeX Oy 3TOU 3ajJauel U 3ajjaueii 0 raMHUJIbTOHOBOM ITyTH. )

8.13. /Iy kaxJ10¥1 13 Mepeyrc/IeHHBIX HIDKe 3afjau NMpeaJiokUTe MOJMHOMUAb-
HBII aJTopuT™M WM Jokaxute NP-nosHoTy. Ha BXo[ JaéTcs HEOpUEeHTUPOBAHHBIN
rpad G =(V, E), a Takxe

(a) mHOXecTBO BepuinH L C V, 1 HaZl0 HAWTU MOKPHIBAOIIEE JIEPEBO, B KOTO-
POM Bce BepIINHBI U3 L ABJIAIOTCA JMCThAMU;

(b) mHOXecTBO BepmivH L C V, 1 HaJI0 HATU OKPHIBAIOIIEE JEPEBO, B KOTO-
POM JIMCThSIMU SIBJIAIOTCS BCE BEPUTNUHBI U3 L ¥ TOJIbKO OHU;

(c) mHOXecTBO BepuinH [ € V, u TpebyeTrcsa HaWTU MOKPHIBamIee JePeBo,
B KOTOPOM MHOXECTBO JIMCThEB JIEXUT B L;

(d) uucso k, u HaJIO HAWTU MTOKPHIBAIOII[EE IEPEBO, Y KOTOPOTO He Oosee k ym-
CTHEB;

(e) uucyo k, ¥ HaJJO HANTHU MOKPHIBaIOIIee JepeBO, y KOTOPOro He MeHee k
JICThEB;

(f) uncro k, v HaJO HAUTHU MOKPHIBAIOIIEE NEPEBO, ¥ KOTOPOr0 POBHO k ym-
CTHEB.

(IToxckaska: Bee 3aiaun, Kpome OJIHOM, AIBJIIOTCA HElloCpeACTBEHHBIMU 06006-
meHuAMr NP-IoJIHBIX. )

8.14. [loxaxute NP-nosHOTY cilefiyloleii 3afa4u: 110 JaHHOMY HEOpHEeHTUPOBaH-
nomy rpady G = (V, E) u uuciy k HalTH KUKy pasmepa k 1 He3aBUCHMOe MHO-
XKecTBO pa3Mepa k, ec/m 06a MCKOMBIX 00beKTa ecTh B rpade.
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8.15. [loxaxxute, 4TO Cjaefylomas 3ajada O MaKCHMaJbHOM obmem noarpade
NP-nosmHa.

Bx0d: mBa rpada G, =(V;, E;), Gy = (V,, E,) 1 uuciio b.

Bb1x00: Ba MOMHOXXECTBA BEPIIINH V1/ cvy, V2’ CV,, nocJe yajaeHus KOTo-
PBIX TIOJIydaTCs [Ba OAMHAKOBHIX (M30Mop@dHEIX) rpada ¢ He MeHee ueM b
BepIINHAMU.

8.16. TloBap-3KcriepruMEeHTaTOp XOUeT MPUTOTOBUTh HOBOe OJIOMI0, MCIIOJIb30BaB
MaKcUMaJlbHOe KOJIMYEeCTBO U3 MMEIUXCA WHIpeAreHTOB. HekoTopble N3 HUX
IIJIOXO COYeTaTCA: JUId KaXJpIX JBYX MHIpefreHToB i U j (HoMmepa oT 1 Jio n)
B Tabymie ectb ynucao oT 0 mo 1 —mTpad 3a UX COBMECTHOE HCHOJb30BaHNeE
(0 —wHet npobJieM, 1 —MakcuMasbHasi HECOBMECTHMMOCTD). BoT nmpumep nono6-
HOI TabyMIIBI ¢ 5 MHTpelieHTaMU:

1 2 3 4 5
00 04 02 09 L0
04 00 01 10 02
02 01 00 08 05
09 1,0 08 00 02
L0 02 05 02 00

g h WN =

B panHOM mpuMepe MHIpeAMeHTHl 2 U 3 COYeTAITCA IOYTHM KHAeabHO, a
1 1 5 — kpaiiHe nJ10X0. [[Ba ecTeCTBEHHBIX CBOYICTBA TabJMI[BI: OHA CUMMeTpUYHA
Y Ha ;MaroHaJi CTOAT Hy/. [y sro6oro Habopa MHIpPeIeHTOB MOXHO BBIUKC-
smTh mrpad (cymma mtpados no BceM napam; Hanpumep, i {1, 3, 5} mosyyaem
0,2+ 1,0+ 0,5=1,7). Mb xotuM, uyT00HI mTpad 6611 HeGoBIIUM. [oJydaem Ta-
KYI0 3a/iauy O oBape-3kcrepuMeHTaTope (experimental cuisine):

Bx00: 4mcio n, MaTpuiia mTpacdoB n X n v 4ucjo p = 0.
Bbix00: BaprHaHT ¢ MaKCMMaJIbLHO BO3MOXHBIM YHCJIOM WHIPEAUEHTOB U
cymMMapHHEIM mTpadom He Gosee p.

[Tokaxwure, 4TO ecjM 3Ta 3ajavya penaeTcAa 3a NoJiMmHoMuaJbHOE BpeMsA, TO 34 I10-
JIMHOMHKAJIbHOE BPEMA MOXHO PEIINTh U 3ada4y 3-BBITIOJIHUMOCTH.

8.17. [TokaxwuTe, uyTo i1 Jto6oN 3amaun 11 u3 kiacca NP cymiecTByeT aropuTm,
KoTOphIH pemtaer [1 3a Bpems 0(2P™), e n — pa3Mep BXO[a, a p — HEKOTOPHII
noJyiMHOoM (CBOM JUIA KaXk JOU 3aauu).

8.18. ToxaxwuTe, uyto ecm P = NP, To kpuntocucrema RSA (pasgein 1.4.2) MmoxeT
OBITH B3JIOMaHA 32 MOJMHOMHUAJILHOE BPEMS.

8.19. I'pad c 2n BepumMHAMH Ha3biBaeTcsA 8030ywHbiM 3meem (kite), ecom n ero
BEpIIMH 00pa3yloT KJMKY, a OCTaBIINeECA N BEPIINH COeUHEeHHB! B IIyTh, HAYMHA-
IOIIUECSA B OAHOM U3 BepUINH KJMKU. B 3a1ade o Bo3aymHoM 3Mee (kite problem)
o na"HHoMy rpady u yuciay g TpedyeTcs MpOBEpUTh, ecTh JM B rpade noarpad
Ha 2g BepIIMHAaX, ABJHIONINICA BO3AyIIHHM 3MeeM. JlokaxuTe NP-oIHOTY 3TOM
3aJa4u.
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8.20. JjomuHupyrowjum mHoxcecmaom (dominating set) HEOpHEHTUPOBAHHOTO I'Pa-
da G = (V, E) HassiBaeTcs TaKoe MOJMHOXeCTBO ero Bepuud D C V, uto ymobas
BepmuHa rpada ymbo nexur B D cama, ;mbo coeliHEHA € BEPUINHOM, Jiexarein
B D. lokaxuTe NP-oJIHOTY JaHHOM 3a4auu.

8.21. Cexgerupogariie nymém eubpudusayuu. I[TycTs MBI XOTUM BOCCTAaHOBUTH IIO-
CJleIoBaTeIbHOCTh aMUHOKKCIIOT B JJHK 1 y3Hamm (O JaHHOTrO k), Kakue HaGo-
PbI 13 k CUMBOJIOB OHa COAEPXKUT (HAIIL BCE MOACTPOKHU JIMHEI k) ¥ CKOJIBKO Pa3
BCTpeYaeTcss Kax b U3 HUX.

Bosee ¢popmasbHO, I CTPOKH X 0003HauuM depes I'(x) MyJIbTUMHOXECTBO
Bcex eé k-IofIcTPOK; B HEM |x| — k + 1 21eMeHTOB (KaXx il ¢ y4ETOM KPaTHOCTH).
HaMm HyXHO 10 JaHHOMY MYJIbTUMHOX€ECTBY CTPOK JJIMHBI k HAUTH CTPOKY X, IJIs
KoTopoi1 I'(x) MeHHO Takoe.

(a) CBemuTe 3Ty 337jauy K 3ajjaue 0 raMmuyibToHOBOM myTu. (I[Tojckaska: mo-
CTPOITE OPUEHTHPOBAHHBIN I'pad, BEpIIMHAMU KOTOPOTro OYAyT Bce JAaHHBIE MO/-
CTPOKH, a pé6pa COeqUHSAIOT a U b, ecym nocyieqHre k — 1 CHMBOJIOB a COBIAJAI0T
¢ nepBbiMu k — 1 cuMBoJsiaMu b.)

(b) MaJsio Toro, 3Ta 3ajjaya TakXe CBOJUTCA K 3aJadye 00 JUJepOBOM IyTH.
(ITopckaska: Ha 3TOT pa3 JaHHBIE MTOACTPOKU 3a4al0T pébpa rpada.)

8.22. IIpeacTaBuM noCjeIOBATELHO BBHINOJHAEMEIE [lejla B BUE OPUEHTUPOBaH-
Horo rpada (pebpo U3 i B j 0O3HAYAET, YTO [ AOJDKHO IpefecTBoBaTh j). UHO-
ra orpaHUYeHUs POTHUBOpeYaT Apyr Apyry (ecm B rpade ecTtb 1UKJI). MHI XO-
TUM YOaJUTh MUHMMAJIbHOE KOJMYeCcTBO pébep TakK, YTOOHI MOCJie 3TOro I[UKJIOB
He 0CTaJIoCh.

[TogmHOXecTBO pébep E’ C E opuentuposanHoro rpada G = (V, E) Ha3bBaeT-
cs1 MHodcecmaom obpamHoti caasu (feedback arc set), ecm ymaseHue 3Tux pédep
JenaeT rpad aluKJIMYeCcKrM.

3agaua: o gJaHHOMY OopueHTHpoBaHHOMY rpady G = (V, E) u uuciy b Haii-
T MHOXECTBO 00paTHOI cBsi3u pa3mepa He GoJiee b.

(a) Hokaxwure, 4TO naHHaA 3a7avya NP-mosHa.

DTO MOXHO C/IeJaTh, CBEIA K Hell 3a7ja4y O BEPIIMHHOM MOKPHITUM. TIycTh faH
HeopueHTUpoBaHHbIH rpad G = (V, E) ¥ MBI XOTUM HaiTU B HEM BEPUIMHHOE IT0-
KphITHE pasmepa He Gosee b. Ilycts V = {v,, ..., v, }. TlocTpouM OpHeHTHPOBaH-
HeIi rpad G’ = (V', E), B koTOpoM V' cOCTOMT U3 21 BEPIIMH W1, W1, ..., Wy, W),
a E’ conepxut n + 2|E| (opueHTpOBaHHBIX) PEGED:

« (w,w) mmBcexi=1,2,...,m;
« (W, w;)u (W, w;) nmascex (v;, v.)€E
> Wj Wi i Vj :

(b) IokaxwuTte, yTo ecym B G €CTh BEpPIIMHHOE MOKPHITHE pasmepa b, T0 B G’
€CTh MHOXXECTBO 0OpaTHOI cBA3U pasmepa b.

(c) TokaxuTe o6paTHoe: ecii B G’ €CTh MHOXECTBO 0OpaTHOM CBA3U pasMe-
pa b, To B G ecTh BeplIMHHOE MOKpHITHE pasMepa b. (IToackaska: yoo6HO crepsa
cJlerka nepejiesiaTh JaHHOE MHOXeCTBO OOPATHOM CBsI3U pa3Mepa b, He yBesmuu-
Bas ero pasMep, [OCJIe Yero MOCTPOUTH 10 HEMY BEPIIMHHOE [TOKPHITHE TOr'O Xe
pasMepa, 4To U NepefieJIAHHOE MHOXECTBO.)
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8.23. B 3agaue o nyTsx 6e3 o6mux BepiuH (node disjoint paths) Ha Bxoj naércs
HEOPUEHTUPOBAHHBIH I'pad, B KOTOPOM HEKOTOPbIE BEPIIUHHI S1, ..., Sy IOMEYEHHI
KaK «FCTOKU», & HEKOTOPbhIE BEPUIUHHI 1, ..., t; — KaK «CTOKU». TpebyeTcs coem-
HUTD BCE S; C COOTBETCTBYIOLMMHU t; MYTAMH, He UMEIOIUMU OOIINX BepIInH. Ml
XOTHUM JIoKa3aTh NP-TIOJIHOTY 3TOM 3a7auu; cJieyolrie MyHKThl YKa3biBalOT CIIO-
€00 3TO caenath (YeM Jasibie — TeM MoAapoOHee).

(a) CBemure K Hell 3a4auy 3-BBIIIOJHUMOCTH.

(b) Mt dopmysst B 3-KH® ¢ n mepeMeHHBIMU U M qU3bIOHKTAMH HCIIOJB3yHTe
k =m + n map UCTOK-CTOK. 3aBelUTe Mapy UCTOK-CTOK (s, ., t, ) IJIA Kax O mepe-
MEHHOI X U Mapy UCTOK-CTOK (S, t.) AJI1 KaXOOr0 MU3BIOHKTA C.

(c) J1a xaxaoro MU3bIOHKTA BBeQWTE 6 MIPOMEXYTOUHBIX BEPIINH, COOTBET-
CTBYIOIIUX JITEpasiaM JM3bIOHKTA U UX OTPULIAHUAM.

(d) Ecm iyTh U3 S, B t, IPOXOAUT Yepe3 IPOMEXYTOUHYIO BepIIHHY, COOTBET-
CTBYIOIIYI0 HEKOTOPOMY JIITEpaJly, TO HUKAKOH [pyroi MyTh yKe He MOXET Ipo-
XOOWUThb Yepe3 3Ty BepuInHy. Kak Hcrnosb30BaTh 3T0, YTOOB 00eCleynTh COrJaco-
BaHHOCTh BbIOOPA MCTHUHHBIX JIMTEPasioB B Pa3HBIX U3BIOHKTAX?



I'maea 9
PenireHnue NP-nmoJHbBIX 3amay4

[TocMOTpUM Ha CUTYal[UIO0 C TOYKU 3peHUsA MpakTUKU. Bo3HUK A Kakasa-To 3a/ja4ya
npo rpadsl, 1 HYXXKHO HanucaTb IporpamMmy, eé pemarnimyio. Yem MoXeT IOMOYb
Hama Teopusa? Ecym moBe3éT, 3ajjaua MoXeT oKa3aTbCsA BapUaHTOM KaKOH-TO U3
pa3o0paHHbBIX WM CBOAUTHCA K HUM, WM peliaTbCs KaKUM-TO U3BECTHBIM IIpHé-
MOM (JJMHaMH4ecKoe UM JMHeHHOe IporpaMMHpoBaHe, MUHUMAaJbHble TIOKPHI-
BamlIye JiepeBbs, MOTOKU) — XOTA He BCerja Jierko 5TO cpa3y 3aMeTuTh. Takoe
Be3€eHUe, YBHI, OBIBAaeT peaKo — HayraJ B3fATas 3a/ada IIOMCKa CKOpee OKaXeTcsA
NP-10JIHOM, 1 YTO TOrAa?

J1A Havasia MOXHO [OKasaTh, 4TO Bama 3agaya NP-mosHa. Bo3damoxHO, Ka-
KasA-To U3 CTAaHJAPTHHIX 3a/a4 ABJAeTCs e€ YaCTHBIM cjlydaeM (cM. o0Cyx AeHue Ha
c. 253 u ynpaxxHenue 8.10), 1M MOXHO cBeCTU K Hell ofHy 13 NP-no/HBIX 3a4a4
(ckaxewm, BrimosHUMOCTh W1 YHE). Ho uTo 3T0 maét? KoHeuyHO, MOyNpaxxHATh-
¢A BCerja IoJie3Ho, K TOMY Xe IIPUATHO OCO3HaBaTh, YTO AEJI0 He B HeJOCTaTKe
YMEeHUs, a B CJIO)KHOCTHU 3afa4u. Ho MOXHO J cAiesiaTh YTO-TO emé?

W Horpa MOXHO, HECMOTPs Ha [JoKa3aHHYI0 NP-MI0/HOTY 3aa4y — He NCKJIoYe-
HO, YTO Ha IIpaKkTHKe MONajalTcA HecslokHble ciyyand. Ckaxem, NP-nosHoTa 3a-
a4yl BBIIOJIHUMOCTH He CTpallHa, ecJl HaCc MHTepecyloT (KaK B JIOTHYeCKOM IIpo-
rpaMMUPOBaHUU) TOJIBKO XOPHOBCKUe GopMyJHl (cM. paszen 5.3). [pyroi mnpu-
Mep: ecJi peaslbHO MHTepecyolre Hac rpadbl NpeAcTaBJBII0OT cOO0M AepeBbs,
TO TPyAHBIe 1A MPOM3BOJIbHEIX rpadoB 3amauu (Hampumep, 3ajjadya 0 He3aBHCHU-
MOM MHOXeCTB€e) MOTYT OBITh pellleHbl OBICTPO NPY NOMOIIY AUHAMUAYECKOT'o IIPo-
rpaMmupoBaHus (paszen 6.7).

K coxaneHuto, Takol noaxoAd paboTaeT He Bcerja—3ajadya MOXET OCTaTh-
cs NP-noyHO! U nocsie orpaHuydeHusa. CkaxxeM, 3a7jaya BBHIITOJHUMOCTH OCTaéTcsA
IIOJIHOM U1 AM3BIOHKTOB € TPeM: JMTepajaMy, a 3ajaua 0 He3aBHUCHMOM MHOXe-
cTBe (1 MHOTUE Apyrue) — Iy IJlaHapHbIX rpados (rpadoB, KOTOPble MOXHO Ha-
pucoBaTh Ha IJIOCKOCTU Oe3 mepecedyeHuil). [la u MOHATH, KaKue YacTHbIe CJly4au
HYXHBI Ha NIPaKTUKe, He MPOCTo. YTO X, TOrJa MOXHO IONBITAaTbCA XOTsA ObI ONTH-
MU3HUpoBaTh nepebop (cM. paszges 9.1 o nepebope ¢ BO3BpaTOM U MeTOJie BETBel
Y I'PaHul]) — BIPYT 3TOr'0 XBaTUT JIA IPAKTUYeCKN BaXXHBIX CJIydaeB.

C Opyroii CTOPOHB!, MOXHO CMHPHUTBCA C TeM, 9YTO O TUMAJIbHOI'O PellleHN s MbI
He HalJ€M, 1 yI0BJeTBOPUTLCA pellleHrneM, KOTOpoe He CUIbHO Xydice OITUMAJIb-
Horo. Hanipumep, B pa3zesie 5.4 Mbl pacCMOTPeJH XaqHbII aJTOPUTM, KOTOPHIH ra-
paHTHpyeT, 4YTO HallecHHOEe CEMENCTBO MOKPBIBAIIINX MHOXECTB OTJIMYAETCA OT
ONTUMAaJIbHOTO He Gosiee 4eM B log n pa3. AJTOpUTMBI, JAI0IIKe MOA0OHbIE TapaH-
TUM, Ha3bIBAIOT npubsmuocéHHsimu (approximation algorithms), u oHU M3BECTHBI
U MHOrux NP-noJHBIX ONTMMH3aLKMOHHBIX 3afay (cM. pasfes 9.2). YacTto oHu
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OueHb M3AMHHBI (XOTA U He npocThl). C APyroil CTOPOHH, U TYT €CTh HeKOTOPHI
6apbep: [y11 HeKOTOpbIX NP-II0JHBIX 3a/ja4 I0Ka3aHo, YTO OThICKaHUe IPUOIKEH-
HBIX pellleHUI ¢ TOYHOCTBIO JIydllle HeKOTOPOI I'paHuIlbl 03Hadaso Obl P = NP.

Ha xyno#i koHen OBIBAIOT U «3BPUCTUYECKIE» aJTOPUTMBI, KOTOPbIE B TPUHIIU-
Ile HUYero He rapaHTUpyOT (HU BpeMeHU paboThl, HU KayecTBa NpUOIIKeHNA),
HO MOT'yT peaJlbHO paboTaTh, €C/I1 UX aBTOp JOCTAaTOYHO u3obpeTaTesieH, uMeeT
onbIT paboThI B JAHHOM 06J1aCTH, IOJITO TOAOHPAJI MapaMeTpPhl U TPUIyMbIBaJI pa3-
Hble yJIy4llleHNs, WM BOCIIoJb30BaJjica uaeei 3 dusuky wm o6uosoruu. Hekoto-
pble IpHMephl TaKOTro pojia pacCMOTPEHH! B pasfesie 9.3.

9.1. OnTumMmusauusa nepedbopa

9.1.1. IIepe6op ¢ BO3BpaTOM

W HOrIa MOXHO IOHATH, YTO BEIOPAHHHBII Ty Th — TYNUKOBHIH. Hanpumep, ecym Mbl
XOTHM BBIIOJHUTH (GOpMYJIy, TAE eCTh JU3BIOHKT (X, V X5), TO Bce HAOOPHI 3HaUe-
HUI IepeMeHHBIX C X; = X, = 0 (4eTBepTh BceX) MOXHO He paccMarpuBaTh. Ho
Kak 3TO JeJlaTh CCTeMaThYecKu?

[lycTp mana popmyna ¢ (w, x, ¥, 2) U3 TaKUX AU3BIOHKTOB:

wvxvyvsg), (wvx), (xVvy), (yVvz), (=zvw), WVz).

ByneMm nopbupaTh 3HaueHUsA lepeMeHHEIX 10 oYepeay, HauaB C W:

ncxoaHasa ¢Gopmysa ¢

O6a Bapuanta w =0 u w = 1 gonycTuMsl (HU OOUH U3 AM3bIOHKTOB He CTa-
HOBUTCSI 3aBEIOMO JIOKHBIM), TaK 4TO HAZJ0 OCTaBUTh 00e BeTBU norcka. HauaTs
MOXHO ¢ JE0001, BEIOpaB B Hell cJleAyIoIlyi0 lepeMeHHYI0, HalpuMep, Tak:

ncxoaHasA ¢opmysia ¢

Ha srot pa3 Ham noBe3Jio: pu w =0, x = 1 qu3bioHKT (W V X) CTAaHOBUTCS
JIOKHBIM, ¥ TY BETBb IOMCKA MOXHO 3aKPhITh, IPU3HAB TYMUKOM. [TOMCK mPO-
JI0JDKAETCS B OJJHOM M3 IBYX OCTABIIMXCS AKTUBHBIX BEPIIMH.
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TakuMm o6pa3oM, nepebop ¢ BO3BpaTOM HCCieyeT BO3MOXHbIe HAOOPHI, Hapa-
[IMBas JIEPEBO TOJIBKO B TeX BepIIMHAX, I'Jle BHITOJHAIIINY Habop BCE ellé BO3-
MOXEeH, ¥ OCTaHaBJIMBAeTCs, KOrAa Takol Habop HaiifeH.

711 3ailaum BEIOJIHMMOCTU 6yieBol GopMyJbl B KaX OV BepIINHE JlepeBa Io-
HCKa eCTh YaCTUYHBIN HaOOp 3HaUeHUI lepeMeHHbBIX I MHOXECTBO JU3bIOHKTOB,
OCTaIOIUXCA IPY NMOACTAaHOBKE 3TUX 3HAUEHNU B NCXOHYI0 GopMmysty. Hanpuwmep,
eci w =0 u x =0, To Bce AU3BIOHKTEI, coflepXalljie W WM X, a TaKXKe BXOXJe-
HUA W U X B Jpyrue AU3bIOHKTH MOTYT OBITh yAajieHbl, Tak Kak IlepBble Bceraa
HCTHHHEI, a BTOPHIE JIOXHEI. B nTore ocraérca

yvz), ), v2a).
A npu w=0u x =1 nosnyvaercsa

(), (rva),

rJie MycTOM [U3bIOHKT () CBUAETECTBYET O TOM, YTO GOPMYJia yKe HE MOXET
OBITh BBINOJIHeHa. TakuM o6pa3oM, oJ3ajada 4yl Kax oM BepIIUHBL cama uMeeT
BUJ 3aJja4{ BBIITOJIHUMOCTH.

Ha xax oM Imare rmovcka Hy>XHO pellaTh, KaKyl0 BETBb BBIOpATh U IO KaKOMU
IepeMeHHOI1 pacIleNiATh Ha /Ba cJydas. XoyeTca COKpaTUTh IIPOCTPAHCTBO IIO-
HCKa, 3TO MIPOMCXOJUT NPU IOABJIEHUU MYCTHIX AU3BIOHKTOB. [103TOMY JIOTYHO
BEIOMpaTh Nof3ajauy ¢ Haubosiee KOPOMKUM YCJIOBHEM-IU3bIOHKTOM U paclierl-
JIATh 1O OAHOM M3 ero nepeMeHHBIX. Ec/ B 3TOM JU3BIOHKTE OKaXeTCs BCEro
OVH JIMTepaJ, TO OJHYy M3 BeTBel MOXHO OyfeT cpady oTopocutbh. (Ecim 3T0 He
ompejessieT BEHIOOP OAHO3HAYHO, TO U3 Pa3HBIX MOA3aJay JIOTUYHO BHIOMpPATH TY,
KOTOpas HIXe 10 JIepeBy, IIOCKOJIbKY OHA, BO3MOXHO, OJIKe K BHIIOJHANIeMYy
Habopy.) Ha pucyHke 9.1 nu306paxkeH0O UTOIOBOe JepeBo i1 PaCCMOTPEHHOTO BHI-
1ie IpuMepa.

Puc. 9.1 Ilepe6op ¢ BO3BpaToM ITOKa3bIBaeT, 4TO GOpMyJa ¢ HeBHITOJHUMA.

(wvxvyva),(wvz),(xVy),(yVa), Vi), [@Vi)

w=0 w=1
(evyva),(®, vy, rve) (v, va), @), @)
x=0 x=1 z2=0 z=1

(v, @ove)  (O.6vD) (v, )GV, ().0)
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B o61iem ciiydae, aropyuT™M nepebopa ¢ BO3BpaTOM COJIEPXKUT mecn, KOTOPHIA
10 JJAHHOW Mo/[3ajjaue ObICTPO BBIIAET OUH U3 TPEX OTBETOB:

1) Heymava: moj3aiaya He MMEET pelleHus;
2) ycrmex: HalJIeHO pellleHue Mo/3a auy;
3) HeonpeIeJIEHHOCTb.

B HaleM npuMepe TecT AT OTBET «Hey[auar», eCJiM TeKyias ¢GopMmyJa comep-
XUT MYCTON IU3BIOHKT; «ycIleX», ec/i dopMysa mycra (He COAepPXUT HU OJJHOTO
JU3BIOHKTA); «HEM3BECTHO» — B OCTAJIbHBIX CJIyYasx.

O6muii Buj aroputMa nepebopa ¢ Bo3BpaTaMu:

HavaTb C HEKOoTopol 3amaum P,
S — {Py} {imoxecTBO axTWBHHX mom3amaT}
moka S He IyCTo:
BHOpaTh momsazady P €S m ymamTe eé mz S
pa36bury P Ha Membmme nomzamauu Pp, P, ..., Py
Ona xaxmont P;:
eciu TecT(P;) = ycmex: BepHyTh HalileHHOEe pelleHWe
ecmz TecT(P;) = Heymaua: oTbpocurs P;
wHave: pobasute P; B S

coobmMTE, YTO pEleHuS HET

[Tpoueaypa subpaTs BEHIOHpaeT OAHY U3 NMOA3aAad, a pa3tuTs BEIOUpAeT nepe-
MEeHHYIO [l pacllellyleHHs U CTPOUT ABe MoJ3aJja4yyl AJI1 AByX BaprUaHTOB eé 3Ha-
yenusa. (Mbl yxe o0CyX/jayi CrIocOOBI TaKOTro BBIOOPA.)

[Tpu ymauHoM nofdope U peam3aluy NpoLeyp TecT, BHOpaTh U pasbuTs Iie-
pebop ¢ Bo3BpaTaMu MOXeET OBITh BIOJIHE NMPaKTUYHBIM: pacCMOTPEHHBIN HaMu
aJrOpUTM MOKCKa JJIA 33Ja4! BBIIIOJIHUMOCTHU JIEXKUT B OCHOBE MHOTHX yCIIEITHO
paboTapmux Ha NpakTHUKe IporpamMM. JOMOJIHUTEbHEIM MOATBEPXKACHHUEM ero
3¢ deKTUBHOCTHU ABJEETCA TO, YTO BRINOJHUMOCTE Gopmys1 B 2-KH® on nposeps-
eT 3a NoJMHOMUAaJIbHOe BpeMs (yrpaxHeHue 9.1).

9.1.2. MeToa BeTBEH U I'PaHMUI]

PaccmoTpeHHBIH MeToA MOXeT OBITh UCII0JIb30BaH He TOJIbKO JJIA 3a/ja4 oucka (B
HalleM IpuMepe — 3aa4u BBIIIOJHUMOCTH), HO U [jIA 3a7a4 onTuMusauu. JJomny-
CTUM, MBI PelllaeM 3a/1]auy MUHUMU3AIuY ()11 337ja4i MaKCUMU3AIUY BCE aHaJI0-
TUYHO).

Kak u panbIlle, Mbl paccMaTpUBaeM YacTHU4HBIE pemieHus. Ham HeoO6xomiMo
MOHATh, KaKUe U3 HUX 3aBeJIOMO He MpUBEAYyT K ONTHMAaJIbHOMY pelleHUI0, YTo-
OBl X OTOPOCUTH W COIKOHOMUTH BpeMsA. OTOpocuTh noA3agauy MOXHO, €CJId MbI
3HaeM, YTO Ha 3TOM ITyTU HNOJIyYUTCA pellleHne, XyAllee yKe HaliJeHHOT'O B IpYTOi
BeTBU. HO OTKy/Aa MBI 3TO MOXXeM y3HATh? J[JIs1 3TOT0O HAJI0 UCHOJIb30BATh HUNCHIOH
OYEeHKY CTOMMOCTHU pelIeHUs.

HavaTb C HekoTopo# sazawm P,
& — {P,} {mmoxecTBO akTMBHHX mozx3amaT}
TeKYIMH_MUHIMYM <— OO
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moxka &/ He IyCTo:
BHOpaTh momsazady (wacTuunoe pewerwe) P € & u ymamure eé us &
pas3burs P Ha Membume nomzamjauu Pp, P, ..., Py
Ons Kaxmoi P;:
ecmu P; sBIfeTCHA MONHEM peleHUEM:
OOHOBUTb TEKyIMH_MUHUMYyM C y4&éToM P;
vHade ecnu HuxHAs_oueHka(P;) < Terkyumil_ MuHMMYyM:
pobasute P; B &
BEpHyTb TEKyLWH_MUHUMYM

B xauecTBe IprMepa pacCMOTPUM 3a1a4y KOMMUBOsDkEpa Ha rpade G =(V, E)
C MOJIOXKUTeJIbHBIMU BecaMu d, Ha pébpax. YacTUYHBIM pellleHHeM ABJEFIETCA Po-
CTO¥ TMyTh a ~» b, MPOXOAANINII Yepe3 MHOXeCTBO BepmnH S C V, copepxkaiiee
a u b. YactuuHoe peliieHrie OyieM yCJIOBHO 0603Hauath [a, S, b] (Ha camom fesie
a B aJroputMe He MeHsieTcs). [Tozaaaya mpyu 3TOM COCTOUT B TOM, YTOOBI AOCTPO-
WUTb €ro [0 MOJHOTrOo UKJIA, TO €CTh HAUTH KPAaTYaKIIKNi TyTh b ~» a, MPOXOOSIIUI
o BceM BepirHaMm V — S. B kauecTBe MCXOOHOM 3a1aun BO3bMEM [a, {a}, a] ma
IIPOM3BOJILHOIO a € V.

Ha xax oM miare MeToJia BETBEH U T'PAHUI] K TEKYIIEMY YaCTUYHOMY pellle-
Huo [a, S, b] moGasssieTcss pebpo (b, x) mia HekoToporo x € V — S. Komue-
CTBO CIIOCOGOB BRIOpATh X paBHO |V — S|, 1 KaxOplil U3 HUX BEOET K MoA3afade
[a,SU{x}, x].

Kak xe BBIYMC/IMTh HUKHIO TPaHUITy CTOUMOCTH JIjIA eIllé He HaliJleHHO ya-
CTH I[UKJIA B mofmsaznave [a, S, b]? EcTh MHOro crnoco6oB (B TOM YKCJIE U CJIOXK-
HBIX), MBI PACCMOTPUM OJJIH M3 CaMbIX MPOCTHIX. OCTaTOK LMKJA MPeACTaBJIAET
cobo#i myTh 13 b B a no BepmHaMm U3 V — S, Tak 4TO €ro JjlMHa He MEHbIIE CyM-
MBI TPEX CJIaraeMbIX:

1) camoro Jyiérkoro pe6pauza B V —S;
2) camoro JErkoro pebpaus b 8 V —S;
3) MUHMMAaJIbHOTO MMOKPHIBaOIero Aepesa rpada Ha BepinHax V — S.

(ITonAaTHO JM, MO4YeMy?) DTy HUIXXHIOIO OLIEHKY MOXHO OBICTPO BBIYKC/UATH
(MuHHMMaJBHOE OKpHIBalolee AepeBO Mbl MCKaTh yMeeM).

Hanpuwmep, B rpade Ha puc. 9.2 ynaétca HallTh ONTUMAJIbHBIN [UKJL, pacCMOT-
peB Bcero 28 4aCTUYHBIX pelleHni BMeCTO BceX BO3MOXHBIX 7! = 5040 mosHbIX
pemiennii. OHU COOTBETCTBYIOT BepIINHaM AepeBa (IIyTh OT KOPH:A K BepIINHe).

9.2. IIpubJM>XEHHBbIE AJITOPUTMBI

B 3amavye onmTMMU3anuM 41 JAHHOTO BXo#a I MBI MIeM MaKCHMyM HEKOTOPOM
BeJIMYUHEI (HarpuMep, He3aBUCHMOe MHOXXECTBO MaKCHMaJIbHOI'O pa3Mepa) i
eé MuHUMYM (KaK B 3a/iaue KOMMUBOsDKEpa). Yepes opt(I) o603HAYNM 3TO OII-
THMaJIbHOe 3HaueHue Jyid JaHHoro Bxoja I. Iyl mpocToThl OydeM cuumams, 4mo
opt(I) Aaiemca nosIocUMesbHLIM YesbiM YucIoM (0OBIYHO 3TO He CUJIbHO MEeH:-
€T JIeJI0).

B paspgene 5.4 mbI paccMoTpesm (3HAMEHUTHIN XKaHbBIN) aroOpuTM AJIA 3a/a-
YM 0 IOKPBITUM MHOXecTBaMu. J[Ji1 Jro6oro MHOXecTBa I pasmepa n 3TOT ayro-
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Puc. 9.2. (a) I'pad 1 onTUMAaJBHBIN [UKJI KOMMUBOsDKEpa B HEM. (b) O6xof fepeBa mouc-
Ka cJieBa HampaBo. PA0M c BEpUIMHAMU YKa3aHa HIDKHAA OL[eHKa 11 COOTBETCTBYIOLIEH
nojazagaum.

(a)

(b)

=)

CcTOMMOCTh: 11 CTOMMOCTh: 8

PUTM OGBICTPO CTPOUT MOKPHITHE MOIIHOCTU He Gosiee yeM opt(I) log n. MHOXU-
TeJib log n Ha3pIBaeTCsA OMUOKOM MPUOJIIKEHUS aJTOPUTMA.

PaccmotpuM 3ajauy MUHHMM3aNuU B obmeM ciydae. [IycTs .of —airoputw,
KOTOpHIi 1o Bxoay I maét pemenue co 3HaueHueM .of (I). Qwubka npuosiceHuUs
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(approximation ratio) asroputma .of onpefesseTcs Kak

(1)
opt(I)’

AJropuTM .¢/ B TAKOM CJIyuae Ha3hlBaOT Q ,-IPUOJIKEHHBIM.

Jpyrumu cjoBamu, o, IOKa3bIBaeT, BO CKOJIbKO pa3 pe3ysbTaT aJropUuTMa .o/
MpeBHIIAaeT ONTUMaJIBHBIN (B XymueM ciiyuae). [Toxoxum o6pa3omM onpefessieTcs
omubKa NpubkeHUA i 3a4a4 MaKCUMU3aI1Y, TOJbKO Mbl 6epéM 0OpaTHYIo
BeJIMYMHY (Tak 4To a , > 1).

Pemaa NP-niosHy0 3afjauy ONTHMH3aIUH, MBL pPaJlyeMcs, eCJIi Hallm NpruoJm-
XEHHBIN aJTOPUTM C HeOOJBIIUM O ,: 5TO FapaHTUPYeT, YTO HaliieHHble UM pe-
meHus OyayT ec/ U He ONTUMaJbHBIMY, TO He CHUJIbHO XyXe ONTHMaJbHBIX (KO-
TOpBIE TaK U OCTaHYyTCA HeU3BeCTHHIMU). Kak MOXHO MOJIydYUTh Takue rapaHTun?
Pa36epém npocToii npumep.

a =max
i

9.2.1. BepmivHHOe IIOKPBITHE

MsI yxe 3HaeM, 4TO 3a/ia4a O BEPIIMHHOM MOKPHITUM sABJEieTcsA NP-TpyiHOI.

BepuinHHOE IOKpBITUE

Bx00: HeopuenTupoBanHsiii rpad G = (V, E).

Bbix00: mogMHOXecTBO BepmnH S C V| «3aTparusaloliee» Bce péopa rpada.
IL]estb: MUHUMHU3HUPOBATH |S|.

[Tpumep Bxoma M1 3TOM 3afjauu U ONTHUMAaJIbHOe pellleHre JJI1 3TOro BXoAa Mpu-
BeJieHH Ha puc. 9.3.

Puc. 9.3. OnTMasbHOe BepIIMHHOe MOKpHEITUE rpada (BeAeJIEHO CephIM I[BETOM) HMMeeT
pasmep 8.

—OCO—0—=0

e

M)
N
o
)
N

)
N
®
)
N

O—@

O

3ajaya 0 BepIIMHHOM IOKPHITUM SBJEIETCA YacTHBIM CJIy4aeM 3a[adu O Io-
KpPBITUH MHOXecTBaMu (cM. ryaBy 5). [loaTomy ciemyromuil xKaqHbIl aropyuTM
sBistetcss O(log n)-npuO/IKEHHBIM: Ha KaXJIOM Ilare BHIOMpaeM BEPIINHY MakK-
CHMaJIbHOU CTelneH!, oOaBJrsieM eé B BEpPIIMHHOE OKPBITHE U yajsieM u3 rpada.
MHoxuTe b log n AefiCTBUTEBPHO IOCTUTAeTCA Ui HEKOTOPhIX rpados.
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Bosee TOYHBIA aJroOpuTM AJI1 3TOU 33[a4M HCHOJb3YeT NApOCOYemdaHus, TO
ecTb ceMelicTBa pébep, He UMeI X o0mux BepmuH (puc. 9.4). IlapocodeTaHue
B rpade Ha3BIBAETCSA MAKCUMATLHBIM NO GKJIOYEHUI0, €CJI K HeMY HeJb3s Jjoba-
BUTb HU OJ]HOT0 pebpa. Takue napocoyeTaHus NPUTOAATCA I HAXOX IeHUA X0po-
[Iero BEPIIMHHOIO NOKPHITHA, U HAUTU UX JierKo (HobassrieM péopa, He CMeXHEbIe
C yXe BEIOpaHHBIMY, I10Ka 3TO BO3MOXHO).

Puc. 9.4. (a) Ilapocoueranue, (b) mapocoueraHue, JOCTpOeHHOe A0 MaKCHMAaJbHOTO,
(c) moslyyeHHOE BepUIMHHOE MTOKPHITHE.

(a) O o——-©O0 O (b) O o——-©O0 O O
Oo——-oO0 O O Oo——-oO0 o——-O0
O O O O O o——-oO0 O
O O Oo——-oO0 Oo——-oO0 o——-0

Kak cBsi3aHbI mapocoveTaHus 1 BepIIMHHBIE TOKPHITUA? BOT mpocToe, HO Bax-
HOoe HabJmoJileHre: MOIIHOCTDb JEO60ro BEPIIMHHOIO MOKPHITUA He MeHbllle KOJIM-
yecTBa pébGep B MapocovYeTaHUH, TO €CTh pa3mep napocoyemaus @ epage I aes-
emcs HudcHeli oyeHkoli Ha opt(]). JleficTBUTEIbHO, KaXx 0e peGpo mapocoueTaHus
JOJDKHO OBITH MPEACTaBJIEHO B BEPIIMHHOM MOKPHITUU XOTA OBl OHUM W3 CBOUX
KkOoHIT0B. (HrxHMe orleHKH BaXXHbI TPU pa3paboTke NpUOIIIKeHHBIX a TOPUTMOB,
TaK KaK MbI JJOJDKHBI CPAaBHUBATh KAUeCTBO MOJIyYeHHOI'0 PellleH!sI C OIITUMYMOM,
BBIUHCJIEHNE KOTOPOro sABjsieTcsA NP-mosmHol 3agayeii.)

OcraJsioch caeaTh ellé oHO Hab moeHre: ecyi BKIOUUTh B S BCe KOHIIBI Pé-
6ep MakKCMMAaJIbHOTO MO BKJEOUEHMIO MMapocouyeTaHusa M, NOJydUTCA BEpIIMHHOE
nokpseiTUe. (B camom fere, ecymi KOHIIBI KaKoro-To pebpa e € E He monaym B S, TO
pebpo e MOXHO JOGaBUTh K MapocovYeTaHUIo M 1 OHO He MaKCUMaJbHO 0 BKJIO-
yeHuio.) U 3To mokpeiTHe ¢ 2|M| BepuinHaMmu He 60Jiee YeM BIBO€E YCTYIAeT OIl-
TUMaJbHOMY (B KOTOPOM He MeHblie |M| BepiinH, Kak Mbl Buge/m). [Toyyaem
TaKOU 2-ONTHUMaJbHBIN aJTOPUTM:

HafiTu MakcuMajbHOE N0 BKIJOUeHMD mapocodeTtarmume M C E
BepuyTb S = {BCe xoHmH pé&bep uz M}

HOBTOpI/IM U0 aJIropuTMa: OIITUMAaJIbHOE€ BEPIIMHHOE ITIOKPBITHE HalTH
CJIOXKHO, HO JIETKO IIOCTPOUTH ):[pyrofx’l 00beKT — MaKkcMaJIbHOe I10 BKJIOYEeHUI0
nmapocodyetraHve — ¢ AByMsA KJIFOY€BbIMU CBOICTBaMU:

* ero pasmep sBJIIETCS HUXXHEN OI[EHKOI Ha pa3Mep BEPIIMHHOTO MOKPBITHSA,

* Ha €ro OCHOBE MOXHO MIOCTPOUTH BEPIINHHOE MOKPHITHE, KOTOPOE TI0 pasMepy
MOXeT 0Ka3aThCs GOJbIlle ONTUMAJbHOTO, HO Pa3Be YTO BJBOE.

Jnsa aToro amropurMa o, B TOYHOCTH PaBHO 2: HECJIOXKHO IIPHUBECTU NPHMEDHI,
Korja HalileHHOe UM pellleHHe BABOe XyXe ONTUMyMa.
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9.2.2. Kiacrepusanus

PaccmoTtpuM Telleph 3aAady KJlacTepu3allu, B KOTOpol TpebyeTcsa pa3brUTh HEeKo-
TOphle AaHHBle (CKaXXeM, TEKCTOBble AOKYMEHTHI, N300paXXeHus WM 3BYKOBBIE
daiiybl) Ha Tpynnbl CXOXUX MexAy coboil. [[7i1 m3MepeHMsA «CXOXeCTU» 4acTo
ONpeliesHI0T PACCMOoAHUE MeXAy AByMs dJIEMEHTaMM JaHHHIX. VIHOrma AaHHBIE C
caMoro HayaJjia IIpefCTaBJIAI0T coOOl TOYKM B MHOI'OMEPHOM IIPOCTPaHCTBe, U
MOXHO HCII0JIb30BaTh OOBIYHOE €BKJIIOBO pacCTOsSHUEe MexJy HUMU. B npyrux
CJlyyasx paccTosHUe ollpejeAeTcsa ¢ MOMOIbI0 KaKoro-HUOyap «TecTa Ha II0XO-
’)KecTb», KOTOPOMY IOJIBEpraiTcsA JaHHble. Tak WM uHauye, CIMTaeM, YTO paccTo-
sIHYE 3aJJaHO U YTO OHO 00JIafjaeT CTaHAAPTHHEIMU CBOMCTBAMU METPUKMU:

1 d(x, y)= 0 ns moGhIX X, Y.

2. d(x, y)=0 Torga u TOJbKO TOTJa, KOTAa X =Y.

3. d(x, y)=d(y, x) nna mobsx x, y.

4. (HepaBemncTtBOo Tpeyroybhuka) d(x, y) < d(x,z) + d(z,y) mia moGBIX
X,Y,%.
Hama 3amaua (k-kJmactepusaryst) COCTOUT B pa3OreHNH JaHHBIX Ha k TPYIII ¢ Ma-
JIBIM MaMETPOM.

k-xmacrepusarius

Bx00: touku X = {xq, ..., x,} ¢ comyTcTByomei merpukoi d(-,-); HaTy-
pajibHOE 4uCJIo K.
Be1x00: pa3bueHue Touek Ha k kyactepos C, ..., Cy.

LIeer: MHWHHUMU3NPOBATh JUAMETP KJIaCTEPOB, TO €CTh

max max d(a, b).
j  a,beC;

Ha puc. 9.5 n306paxéH npumep Takoro poja: Habop Touek (¢ OGBIYHBIM EBKJIJIO-
BBIM PaCCTOSIHUEM) JEJIMTCS Ha YeThIpe TPYIIIHI.

Puc. 9.5. Jlyumee pasbueHue Touek Ha 4 kjacrepa. (Touky B mepeceyeHNN MOXHO OTHECTH
K JEO60My U3 JBYX KJIACTEPOB.)

b

JanHas 3apava asiAetcsa NP-TpyaHoO, HO AJi1 He€ eCTh IPOCTON MpUOIIIKEH-
HBIH aJTOpUTM. Mfies 3aKJIoYaeTcss B TOM, YTOOBI HA3HAYUTh HEKOTOPHIE k TOYEeK
yeHmpamu KJjiacmepoes, a Ay KaX oW U3 OCTABIIMXCA TOUEeK HAUTH OJKaimmui
I[EHTP U IPUNNCATh TOUKY K HeMy. LleHTps! BBIOHMPAIOTCSA O[MH 3a APYrUM IO Ta-
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KOMY IPOCTOMY IPUHIIUITY: HOBBIM I[EHTPOM CUMTAEM TOUKY, MaKCHMAaJIbHO y/a-
JIEHHYIO OT yXe BBIOpaHHBIX IIeHTPoB (puc. 9.6).

HA3HAYWTDL IPOU3BONBHYH TOYKY U €X IEHTpPOM NEepBOTO KIacTepa
mma i or 2 mo k:
U; < Touka m3 X, Haubosee yZANEHHAT OT (b1, ..., i1,
TO ecTb Takad X, LIS KOTOpOiH rjn<1? d(x, u;) MaxcmrampHO

cosmaTts k xnactepos: C;={Bce x €X, nna xoTopmx 6mvxatimmm
IeHTpoM ABIfeTCH [U;}

Puc. 9.6. (a) YeTsipe L[eHTpa, MOJIyYeHHbIe BEIOOPOM HaunboJsiee yaaseHHbIX Touek. (b) ITo-
JlyueHHOe pa3bueHue.

(b)

©®2

©®3

[Tosyuaem pa3OueHue, U OKa3blBaeTCs, YTO OHO OyAeT He OoJlee yeM B [iBa pasa
XyXe oNTUMaJbHOro. JlokaxeM 3To. ITycTh x € X — ofHa 13 HauboJlee yaaJIéHHBIX
TOY€K OT U1, ..., Ui (MHBIMU CJIOBaM¥, OHa MOTJIa OBl CTaTh CJIeAYIOLINUM IIEHTPOM,
ecm 661 MBI pazbuBam Ha k 4+ 1 kactepoB). O603HAUYMM Yepe3 I PACCTOSHIE
OT x 1o 6 mrxarimiero K Heil ifeHTpa. Torma ymo6as Touka n3 X yaajeHa oT Onrkan-
mero K Heii IieHTpa He 6oJjiee 4eM Ha r. I3 HepaBeHCTBa TpeyroJbHUKa CJleayeT,
YTO [aMeTp KaXJOro KjacTepa He MPeBOCXOUT 27 .

Bcé 370 Tak, HO KakK CBA3aHO I' C HEM3BECTHEIM HaM ONTUMYyMOM? A BOT Kak:
Bce k + 1 Touek U, U, ..., Ui, X TIONAPHO yAaJIeHbl APYT OT Apyra XOTs ObI Ha r.
(TTouyemy?) Tlpu Jto60M pa3bueHUN Ha k KJIACTEPOB ABE M3 HUX MOMAyT B OJUH
KJIacTep, U quaMeTp ero OyaeT He MeHbIIIe I.

[MpesioxxeHHBIN AJTOPUTM MOXO0X Ha MPUOJIKEHHBIN aJTOPUTM IIpeIblayIie-
ro pasjesyia Uil 3a/ja4d O BEpPIIMHHOM IMOKPHITUH. BMecTo MakcHMasbHOIO IO
BKJIOUEHHI0 IIapocoueTaHuA 3[eCh UCIOJb3yeTcs Jpyras MpocTas CTPyKTypa—
MHOXecTBO U3 k Touek, B koTopoM (1) kaxxaas Touka u3 X HaXOOUTCS HA paccTo-
AHUU He OoJiee r OT OAHOTO U3 IEHTPOB, U B TO Xe BpeMA (2) caMu I[eHTpHl HaXo-
JATCA APYT OT Apyra Ha pacCTOSHNY He MeHbIIe 1. JTa CTPYKTypa UCNOJb3YyeTCs U
U IOCTPOEHNsA KJIACTEPU3ALNY, U U1 HIKHEN OIleHKHU pa3Mepa ONTUMAaJbHBIX
KJIACTepOB.

Jly4iiero ajaropyutMa AJi1 9TON 3a/jauy He U3BECTHO.

9.2.3. 3azaya KOMMUBODKEpPa

B mpenpiyieM paszejie HEpPaBEeHCTBO TPEYTOJIbHUKA MOMOTJIO MOCTPOUTH ITPH-
O/DKEHHBIN aJTOPUTM 1A 3a/auu k-KJjactepusanud. OHO OKa3bIBAeTCs MOJie3-
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HBIM U JyI 3a7jaull KOMMUBOSDKEpA: eCcJI paccTOsAHUA MexX Oy ropofjamu obsaaa-
0T CBOMCTBAaMU METPUKU, TO CyllecTByeT 1,5-MpubIKeHHbIN TOIMHOMUAJbHBIN
ajroputM. Mel cefiuac fokaxeM OoJiee cjiaboe yTBepKAeHHe C OLIeHKOH 2.

Kak u B AByX mpemplAyIINX CJAydasnx, CIpocuM cebs: Kakas CTPyKTypa MOrJja
OBl OKa3aThCsA MOJIE3HON U1 HaXOXAeHHUs NPUOIIKEHHOIO MyTH KOMMMBOSIKE-
pa? Kak MBI IOMHUM, TaKas CTPYKTypa JI0JDKHA JIerKO BEIYMCIEATHCA U ONIpeiesATh
HeKOTOpoe pellleHle 3a7jauy, a Takke HEKOTOPYIO HIKHIOIO OI[eHKY Ha CTOMMOCTD
ONTUMAaJIbHOTO penieHusdA. IIoAX0AAIIyI0 CTPYKTYPY JIeTKO BCIIOMHUTb: 3TO MUHU-
MaHOe nokpuiearwujee depeso (MITI).

B camomMm fieJie, BBIKUHYB [IPOU3BOJIbHOE pebpo 13 ONTUMAJIBbHOTO IIHKJIA KOM-
MUBOSXKEPA, MBI IIOJIyYrM IYTh, IPOXOJAMINII 110 BCEM BepIIrHaM, KOTOPBI MOX-
HO paccMaTpuBaTh Kak IOKpHIBalolllee AepeBo. 3HaUUT,

ONTUMYM KOMMUBOSXEpa = JUIMHA MOJIyYeHHOro MyTu = ontuMym MITJT,

OueHka, TakuM 06pa3oM, ecTb, U CTPOUTh MHHUMAJIbHOE TIOKPHIBAIOIIee JepeBO
Jlerko. OcTasioch HAyYMTHCA Mlepeie/IbIBaTh ero B LIUKJI KOMMUBOsKEpPa. Ui Hava-
J1a IpocTo 060HIEM HaliJIeHHOE JePEBO, MPOK/IA 110 Kax JoMy pebpy 08a pasa, Kak
Ha pucyHKe (cJieBa MUHUMAaJIbHOE TIOKPhIBaloIllee NEPEBO, a CIipaBa — ero 06Xof;
yrcsia Ha pEOpax yKasbIBaIOT MOPAZIOK 06xX0/a).

Wichita
Q

Albuquerque Tulsa Albuquerque
~8

© Little Rock

Amarillo

Dallas @

©
El Paso ©® Houston El Paso ©® Houston

San Antonio San Antonio

JlMHa Takoro LUKJIA He MPEeBOCXOIUT YIOBOEHHOW AJIMHEI JiepeBa (a Tem ca-
MBIM U YIBOEHHON AJIMHBI ONTUMAaJIbHOTO I[HKJIA), HO TOJIbKO Halll LIKJI IPOXOAUT
10 HEKOTOPHIM BepHIMHaM 0oJiee OJHOr0 pa3a. JTO JIeTKO UCIPaBUTh: BMECTO TO-
ro, 4ToObl exaTh B ropof, B KOTOPOM MBI yXe IOOBIBaJ, [ToefileM B OJKaimui
10 HalleMy I[UKJIy TOPOJ, B KOTOPOM MBI eIll€ He OBbLIA.

Wichita
Albuquerque P .
© -7
© © Littl k
Amarillo Little Roc
Dallas ©
O

ElPaso ~~~._ ©® Houston

San Antonio
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HepaBeHCTBO TpeyroylbHUKA rapaHTUpyeT, YTO OT TaKOTO CHPAMJIEHUA MyTU
JUIMHA IIYKJIA YBEJIMYUTHCA He MOXeT.

OBILMH CJIVUAN 3AJIAUM KOMMUBOSDKEPA

A uTo 6yneT, ecm IyHEI pé6ep rpada He yOBJIETBOPAIT HEPABEHCTBY TPEYTOJIb-
Huka? OKaspIBaeTcs, B TAKOM CJIydae HaliTH NpUOJIMKEHHOe pellleHre A 3a1aud
KOMMMUBOsIKEpa 0pa300 TpyAHee, U BOT II0UYEMY.

BcriomuMM, 4TO Ha €. 257 MBI TOCTPOUJIM ITOJIMHOMHUAJIBHOE CBeIeHNE, KOTOpoe
mo ymo6omy rpady G u uuciy C > 0 crpout Bxox I(G, C) [ 3amauyt KOMMUBOS-
XK€pa, ¥ 1PN 3TOM:

(a) ecsm B G ecTh raMribTOHOB IUKJL TO opt(I(G, C)) =n, raoe n — 3TO YUCIIO
BepuInH rpada G;

(6) ecrm xe raMJIbTOHOBA 1MKJIA B G HeT, To opt(I(G, C))=n+ C.

[TockomKy pasHulia MexJy BapuaHTaMi MOXeT ObITh CKOJIbKO YTOAHO BeJKa,
TO Jake U MPUOIKEHHBIN aJTOPUTM I 3aaYyd KOMMUBOSDKEDA MMO3BOJI OB
oInpeJiesATh, eCTh JIM B rpade raMuIbTOHOB LINKJL

Bonee nosipo6HO, MyCTh €CTh MPUOJIDKEHHBIN aJTOPUTM .&f IJIA 3aJa4ll KOM-
MUBOsKEpa ¢ omubKoi o . ITo Bxoay G 3aAauu 0 raMUJIbTOHOBOM I[UKJIe IO-
crpouMm BxoA I(G, C) 3ajauu KOMMUBOSIDXEDA, N0JI0XKUB C = na . 3anyCcTUM Te-
nepb .o/ Ha I(G, C). I'sAd Ha JyIMHY [OJyYEHHOTO MyTH KOMMUBOSIXKEDA, MOXHO
pa3muuTh ciydau (a) u (6): B mepBoM cilyyae aropuTM JA€T MyTh JUHBL He 60-
nee o, opt(I(G, C)) =na_, a BO BTOPOM JyIMHa yTH He MeHbIue opt(I(G, C)) >
> na . IlosyyaeM Takoii aJrOpUTM, BBIACHAIONUM, eCTh JIU B rpade G raMuibToO-
HOB I[UKJT.

noctpouts rpad I(G, C) mna C =na, ¥ 3anycTUTb Ha HEM anropuTM &
ecnu HallIeHHHI IyTh HMMeET AJIMHY He 6olee na j :

BepHyTb «B G €CTh TaMIJIbTOHOB IIyTh»
rHave: «B G HeT raMMIbTOHOBA IYTUY

Kak mbI yxe 3HaeM (ynpaxHeHue 8.2), 3allyCTUB TaKOH aJIOPUTM IOJMHOMU-
aJlbHOe YKCJIO pa3, MOXHO HaWTH U caM NyTb.

Urak, ecm 11 3aa4 KOMMUBOSIXEPA CyILleCTBYeT MPUOJIIKEHHBIN MMOJITHO-
MHaJbHBINI aJTOPUTM, TO JJIA 3a/ja4¥ O TaMUJIbTOHOBOM IIYTHU CYIIeCTBYeT TOYHBIN
MMOJIMHOMUAJIbHBIH aJTOPUTM. 3HAUUT, ec/u P # NP, To Ipub/mMKEHHOTO aJTOpUT-
Ma i1 3a7a4i KOMMHBOSKEpPA He CyIeCTBYeT.

9.2.4. 3amaya o ploK3ake

Ham nocsiefHui npyuMep NpUGMKEHHOTO aJTOPUTMa, KOTOPHIN Mbl PACCMOTPUM
B 3TOM pasfeJie, 06/1alaeT 3aMedaTe/IbHbIM CBOMCTBOM: 1A JEOGOro £ > 0 OH I03-
BOJIIET HAUTH pelleHue, YCTymaiilee MakCUMyMy He Gojiee 4eM Ha MHOXUTEJb
1 — ¢, mpuuém TpebyeMoe BpeMs MOJMHOMUAJBHO 3aBHUCUT OT pa3Mepa BXoja U
ot 1/e.

MsI ye BCTpeua/mch B IlaBe 6 ¢ 3amaueli o piok3ake. ECTb n mpeaMeToB, 13-
BECTHBI UX BECA W1, ..., W,, U CTOUMOCTHU V1, ..., V, (BCE YHCJIA [[EJIBIE); HYXKHO BbI-
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O6paTh NpeMeThl MaKCUMAJIbHOM CTOMMOCTH C OOIUM BECOM He OOJIbIlle HEKOTO-
poti rpaHuIel W.

MBsI yxxe 3HaeM, 4TO AAHHYIO 3a/jauy MOXHO pelmuTh 3a Bpems O(nW) metonoM
JMHAMWUecKoro nporpaMmupoBaHus. [1ogoOHBIM ke MeTOA0M MOXXKHO IOJIyYUThb
BepxHIO0 oreHky O(nV), rme V — cymMapHas CTOUMOCTh Bcex mpeaMeToB. Obe
3TU OLIEHKU He JAl0T MOJMHOMUAJIBHOIO aJTOPUTMA, IOTOMY uTo U W, 1 V MoryT
3aBUCETh SKCIMOHEHI[NAJbHO OT pa3Mepa BXOo/a.

PaccmoTpuM asmopuTtM co BpemeHeM pa6otel O(nV). Ecym V' Besmko, mompo-
OyeM 1epeBecTy Bce CTOMMOCTH B Apyroi Macmrab. Hanpumep, BMecTo

v =117 586003, v,=738493291, v;=238827453

6yznem ucnosb3oBath 117, 738 1 238. 3T0 He CUJIbHO MOBJIMAET Ha pellleHue, HO
3aTo CWJIbHO ycKopuT paboty. (Macmitab 3aBUCUT OT TpebyeMoil TOUHOCTHU MpU-
6mrxeHus, mapaMmetpa €.) Bosiee moapo6HO, paCCMOTPUM TaKOHM aJrOPUTM:

BBIKUHYTH BCE€ IIpEIMETHl TXeJee w
Vmax < Maxy;
i

-~ n v
BBHYHUCINTL HOBBE CTOMMOCTH: V; «— [—~ ! J
8 vmax

sanycturs O(nV)-anropurm mna {7;} smecTo {v;}
BEPHYTHb HalfeHHHN Habop IIperMeToB

[ToCKOJIbKY HOBBIE CTOMMOCTH V; He IPEBOCXOMAT 11/ €, BpeMs pabOTHI MOJyYeH-
Horo ayroputMma ectb O(n®/¢). Tloiimém Temeps, BO CKOJILKO pa3 HAleHHOE pe-
IIeHye MOXeT OT/IMYaThCs OT ONTUMAJIBHOTO.

[TycTh ONTHMAJIBHBIM pelleHHeM KICXOAHOU 3a[a4yu sABJieTcsA Habop mpeaMe-
TOB S 06mieit croumocTu K*. CroumocTs HaGopa S ¢ TOYKH 3peHusi HOBOH 3aja4uu
OyzneT paBHa

eI RN,

n

gvmax

—n.

3 A max . max
i€S ieS i€S

—1) =K*

3HaA4YUT, CTOMMOCTh ONTUMAaJIbHOro Habopa S 11 HOBOI! 3amaun OyzeT He MeHbIIIe
3TOro 3HaueHus. PaccMOTpUM Terepb CTOMMOCTb Habopa S 171 UCXOJHOM 3aauu:

. &V EV,
ZviZZvi~ﬂ>(K*- n —n)‘ﬂ=K*—8vmax>K*(1—s).

- - n v, n
=y ie§

9.2.5. Uepapxusa npubmKaeMOCTH

[TycTs naHa HekoTOpas ONTUMU3AIMOHHAA 3a/ava. Jlydine Bcero HaTU TOUYHBIH
MOJIMHOMUAJILHBIN aJTOPUTM A e€ pelieHuA. Ecym 9To He nosyyaeTcsa (Hampu-
Mep, st NP-IOJIHBIX 3a/4a4), HAA0 UCKATh MPUOIMKEHHBIH MOJIMTHOMUAJIbHBIN aJi-
TOPUTM C MUHMMAaJIbHO BO3MOXHOH omuOkoi. MHOrAa 3To moJiydaercs Jiydile,
“HoTa XyXe (Mbl yXe BUEJH, cKaxeM, 4TO i1 oOmiell 3aila4 KOMMHUBOSKEPA
QJITOPUTM C IMOJIMHOMUAJIbHOH OIMOKOHM HeBO3MOXeH, ecyi P 7# NP). C aTo Tou-
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KU 3PEHHUA MOXHO BBIZIEJITh HECKOJIBKO KJIACCOB NP-IIOJIHBIX ONMTUMU3AI[OHHBIX
3aay:

+ 3agauu, KOTOPBIE OCTAIOTCSA TPYAHBIMU IS JE060¥ (MOJMTHOMUAJIBHOM) TPaHU-
I[bI OKOKY (Hanmpumep, OOLIUI CJlydai 3a/jauil KOMMUBOSXKEDPA).

+ 3apauu, 4y KOTOPHIX €CTh Q-IPUOJIMKEHHbBIE aTOPUTMBI C HEKOTOPHIM ITOCTO-
AHHBIM o > 1, HO He BCAKOe a > 1 AOCTMXKUMO. TakoBbI, HallpuMep, 3aja4a o
BEPIIMHHOM MOKPBITUH, 33/ja4a k-KjacTepu3alyy U 3aja4a KOMMUBOSIKEDA B
MeTpuuyeckoM npoctpaHcTBe. (COOTBETCTBYIOIIME HIXKHME OI[eHKU [ o MbI
He pacCMaTpHUBaJM; OHU SABJIAIOTCA OJHUMU U3 CaMBIX TJIyOOKHUX Pe3y/bTaTOB
B 2TOH 00JIaCTH.)

« K criefyroiiieMy KJjlacCy OTHOCATCA 3afaui, IJI1 KOTOPBIX 4 MOXHO CAeJiaTh
CKOJIb YTO[iHO 6/M3KUM K 1 (Hampumep, 3afada o ploK3ake).

» HakoHerl, ecTh U eIé oaiH KJacc, Monafaloini MexXay epBeMU JByMA. J{J1a
3a/J1a4 3TOr0 KJIacca U3BECTHHI TOJIbKO aJTOPUTMBI C PACTYIIE MOTPENTHOCTHIO
(ckaxeM, ¢ MHOXUTeJIeM log n). [IpuMepoM Takoii 3aila4M ABJIAETCA 3a4a4a o
MTOKPBITUM MHOX€ECTBaMHU.

HanomHunwM, 4TO BCA 3Ta KjlACCU(PUKALKA UMeeT CMBICII TOJIbKO B IIPEIIOJIOXe-
Huu P # NP. B npoTUBHOM CJlyuae BCs 3Ta MepapXus CXJIOMBIBAETCs 10 Kjacca P, u
Bce (gaxe u NP-nosHbIe) onTUMU3aLMOHHbIE 3aJa4ld MOT'YT ObITh TOYHO pelleHbl
3a [OJIMHOMUAJIbHOE BpeMsl.

B 3aksmoueHne OTMETHM, UYTO Ha MIpaKTUKe MPUOKEHHBIE aJTOPUTMBL 3a4a-
CTyI0 JAl0T ropasjo Jiyulllie pelieHus, 4eM MOXHO ObLjIo OBl 0XHUAaTh, OPUEHTH-
PYyACh Ha OL[EHKU TOYHOCTU B XyAIIEM CJIydae.

9.3. DBPUCTHUKH JIOKAJIbHOI'O MOUCKA

JloxaspHei nouck (local search) — upes, KOTOPyI0 MOXHO MPUMEHATH K JEOOOM
OINTHUMU3AI[MOHHO 3a/jaue: 6yieM MBITaThCA JIOKAJIHHO MEHATH Hallle TEKYIIEe pe-
IIeHYe, IOCTENIEHHO YJy4iias ero. [y 3aia4 MUHUMU3AIUU 3TO BHITJIAANT TaK:

S «— KaKOe—HKGy,H;b Ha4YaJIbHOe peHIeHHe

IIOKA B OerCTHOCTI/I S ecTsb pemeHI/Ie S/ MeHBmeﬁ CTOUNMOCTH :
3aMeHUTb S Ha S

BEpHYTH S

Ha xax oM IIare Tekyliiee pelleHre 3aMeHseTcsA Ha 6ojiee BBITOAHOE pellie-
HUe u3 ero okpecmHocmu (neighborhood). KimoueBoit MOMEHT COCTOUT B BEIGOpE
MTOJXOAIINX OKPECTHOCTE; IJIst IPYIMepPa CHOBA PaCCMOTPUM 3a1a4y KOMMUBOSI-
xKépa.

9.3.1. Emé pa3 o 3ajaue KOMMHBOSDKEpPaA

B 3ajaue KOMMUBOSIKEDPA C N FOPOAAMHE IPOCTPAHCTBO MOMCcKa cocTouT u3 (n — 1)!
Ppa3MYHBIX [[UKJIOB. Kak onpenesmTh NOHATHE OKpecTHOCTH? Kakue UKJBI cun-
Tarh 6/m3KuMHU? CaMbIll ecTeCTBEHHBIH €I0oc00 — CMOTpeTh, Ha CKOJIBbKO pEbep
OHU OTJIMYAlOTCA. SICHO, 4TO I[UKJIBI He MOT'YT OTJIN4aThCsA POBHO B OJHOM pebpe,
HO pa3Hulla B iBa peOpa BIIOJHEe BO3MOXKHA. [I03TOMy Ha30BEM 2-0KpPeCMHOCMbIO
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(2-change neighborhood) myTu s MHOXeCTBO BceX IMyTeii, KOTOPbIE MOTYT ObITh
MOJIy4eHHBl U3 s 3aMeHOH JByX pébep Ha Apyrue apa pebpa. Bot npumep Takoii 3a-
MeHBI:

TeM caMbIM OIpeJIeIAETCA aJTOPUTM JIOKAJIbHOTO TTOVMCKA [T 3a1]a4ll KOMMU-
BOsIXEpA, U BOMPOC TEMEPh B TOM, KAaKOBO €ro BpeMs paboThl M BCerja Jii OH Ha-
XOIUT ONITUMAJIbHOE pelleHue.

K coxayieHu10, HM Ha OJH U3 3TUX BOIIPOCOB MBI HE MOX€EM yOeIUTeIbHO OT-
BeTuTh. Kaxxas oThesbHasA UTeparys BHIIOJHAETCA OBICTPO, MTOCKOJIBKY OKPECT-
HOCTB JE0GOro myTu cozepxut O(n?) snemenToB. HelOHATHO, OJHAKO, CKOJHKO
BCEro MOHAIOOUTCA UTEpALUi, YTOOB JOUTH A0 MUHUMYMa. Bosee Toro, naxe Ko-
r/ia MBI JIO HErO U JIOMIEM, Mbl CMOXEM YTBEPXKAATh JMIIIb, YTO HaIeHHBII MyTh
JIOKQTbHO ONMUMAJTeH, TO €CTh OH He XyXe BCeX IyTel U3 ero OKpecTHOCTU. B To
XKe BpeMs MOT'YT OBITh GoJiee BHITO/IHBIE ITyTH, HAXOIAIINEC BJAJIH OT TEKYIIETO.
Ha pucyHKke HMXe MMOKa3aH MPUMEP TaKOTO Pojia: M300pakEHHBIN MyTh He SABJIA-
€TCA ONTUMAJIbHBIM, XOTA U ABJIETCA ONTHUMAJIbHBIM B CBOEH 2-OKPECTHOCTH, U
2-U3MEeHEeHUSAMHU €ro He YJIy4YIIUTh.

Mo>kHO nonpo6oBaTh YBeJMYUTh OKPECTHOCTH, pa3penuB 3aMeHATh TpU peo-
pa. B HameM nprMepe 3TOro XBaTUT: B 3-OKPECTHOCTH Cpa3y HaliIeTCsA ONTHMAa Tb-
HBIN MyTh.

o

3aTo Temeph Ha KaX 0l UTepaluy HaM HyXHo 6yzeT nepe6upats O(n®) coce-
Jeii, 1a v mpo06JieMBbl 3TO MOJIHOCTHIO HE PEIIUT: [V TAKOT'O ITOMCKA B 3-OKPeCTHO-
CTU TOXe OBIBAIOT JIOKaJIbHble MUHMMYMBI, He ABJIAI[Hecs TobabHIMU. Mox-
HO OBLJIO OBl MepeiTH, ckaxeM, K 4-OKpeCTHOCTSM, HO TOT[a Kaxjas uTepanus
cTaHerT ellé MeyleHHee. Kak BUHO, 3a 60Jjiee BEICOKOE KauyeCTBO OTBeTa HaM IIpU-
XOJUTCA IJIATUTh OBICTpoAelicTBreM. UT0OB ajmropuTM paboTas ObICTPO, HYXHO,
YTOOBl OKpYX€HHUS He ObLUIM CJMIIKOM OOJIBIINMU — HO 4eM OHHM MeHbIlle, TeM
BepOsiTHee 3aCTPATh B JIOKAJbHOM MHHUMYMe, JaJléKoM OT onTuMmyMa. Komrpo-
MMCCHBIF BapyaHT IPUXOAUTCSA NOAOMPaTh SKCIeprMeHTabHO.
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Puc. 9.7. (a) HdeBsats ropojos CIIIA. (b) ITouck B 3-0KpecTHOCTH 1A 3aJa4X KOMMUBOSIKEPA
(HauaTHI ¢ HAyTa B3ATOrO HUKJA). ONTUMAJIBHBIN [[UKJI HAXOAUTCS 3a TPU LIara.

(a)
Wichita
©®
Albuquerque Tulsa
® © ©
Amarillo © Little Rock
Dallas ®
©)
El Paso © Houston
©®
San Antonio
(b)
03] (i)
(iii) (iv)

Ha pucyHke 9.7 nokasaH JIOKaJIbHBIY IIOUCK [yl 3a7a4ll KOMMUBOsIKEPaA Ha
paHee pacCMOTpPeHHOM HaMu rpade, a pucyHok 9.8 usobpaxaer paboTy nonob-
HBIX aJTOPUTMOB cuMBosmMYecky. He3akpameHHasa 00J1aCTb — 3TO IPOCTPAHCTBO
peleHui, U UX CTOMMOCTDb YOBIBAeT CBEpPXy BHU3. AJTOPUTM JBUraeTCs BHU3 OT
HaYaJIbHOTO pelleHus, [T0Ka He JOUAET A0 JIOKaJbHOIO MUHUMYMa.

B obmiem ciydae, IpoCcTpaHCTBO pelleHull MOXeT cojJiepXaTb OIrPOMHOe KO-
JIMYEeCTBO JIOKAJbHBIX OITUMYMOB, CHJIbHO OTJIMYAIOIKUXCSA OT ONTUMAaJbHOIO pe-
meHusA. [ToaToMy paccuymTBIBaTh IIPUXOJUTCA Ha TO, YTO NPU pasyMHOM BBIOOpe
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Puc. 9.8. JlokaJIbHBII MMOKCK.

/
/

JIOKaJIbHBbIE€ OIITUMYMBI

CTPYKTYPbI OKPECTHOCTEE GOJIbITMHCTBO JIOKAIbHBIX OITUMYMOB OYyT JaBaTh JI0-
CTaTOYHO Xopouye pemieHysA. TpyAHO cka3aThk, Tak JM 3TO Ha caMOM JieJie W
HaM TaK TOJIbKO KaXXeTCs, HO U BIPAMB 11 MHOTMX ONITUMU3AI[OHHBIX 3a/1a4 Me-
TOJT JIOKAJIbHOT'O MOVICKA OKAa3bIBAETCS OJJHIM U3 CAMBIX YCIIEIIHbIX HA MPAKTHKE.
B crieqyoiiieM pa3szesie Mbl pACCMOTPHM €llé OJJH MIPUMepP TaKOTo Poja.

9.3.2. Pa3buenue rpada

3amaua paszbueHus rpada BO3HHKAET BO MHOI'MX IPUJIOKEHHAX — OT IIPOEKTHPO-
BaHUA MUKPOCXEM JI0 aHa M3a MPOrpaMM U cerMeHTaluu nu3oopaxeHuii. Eé yact-
HBIM CJIyYaeM sIBJIAETCS 3a/aua o chajlAHCUPOBaHHOM paspese (ryasa 8).

Pazbuenue rpada

Bx00: HeopueHnTupoBauHsiii rpad G = (V, E) ¢ HeoTpuIjaTeIbHBIMU BECAMU
Ha pé6pax u BellecTBeHHOoe urcyo a € (0, 1/2].

Bbix00: pa3bueHue BEpIINH Ha JBe YacTu A U B, pa3mep Kax 0l U3 KOTO-
PBIX He MeHbIe a|V|.

IJe/b: MUHUMU3MPOBATh pa3mMep paspesa (A, B).

Ha pucynke 9.9 nokasas npumep rpada c 16 BepimriHamu, Bce pé6pa KOTOPOro
nMeroT Bec 1. CToMMOCTb ONTUMAJILHOIO pelleHus A JaHHOro rpada pasHa O.

Ecym yOpaTh orpaHudeHre Ha pa3Mep 4acTell pasOueHus, TO MOJIyYyUuTCs yxe
3HaKoMas HaM 3ajiaya 0 MMHHUMaJIbHOM paspese, KoTopasd 3GGdeKTUBHO pellaeT-
A ¢ IOMOILBI0 33/a4M O IoToke. OfHaKo 3aAa4a o pasbueHnu rpada NP-TpynHa.
CTpos aJropyUTM JIOKaJIbHOrO IIOMCKa I 3TOU 3afadud, yAOOHO Ipefiosararsb,
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Puc. 9.9. Bxoz 3agauu o pa36uennu rpada v onTrMasbHbIN paspes s a = 1/2 (pasgessier
GeJible 1 cepble BEPUINHEL).

e—0

yTo o0 = 1/2 (uiieM pasGrieHrie Ha paBHbIE YaCTH); 5TO HE OYEHb CYIIECTBEHHO,
IOTOMY YTO OOIIUI CJIyyall CBOAUTCA K 9TOMY 4aCTHOMY.

AJropyuTM JIOKaJbHOIO NMOKCKA 334a€TCA ONMCaHueM OKpecTHocTel. PaceMor-
pum paspe3 (A, B) ¢ |A| = |B|. HazoBéM ero cocefioM (BKJIOYMM B OKPECTHOCTD)
Jr060I1 paspes, MoJIyueHHbIE 00MEHOM JBYX BEPIINH MeX Iy YaCTAMU, TO eCTh pas-
pe3 Buma (A — {a} + {b}, B — {b} + {a}), rme a €A, b € B. Ha pucyHke mokasaH
Tako! o6MeH.

o——0 o——o0
oO——0 oO———O0
o—O Oo——O

Hackosmko Xopo11 Takoun aJIT'OPUTM JIOKaJIbHOT'O noucka? K coxasieHuio, OBI-
BaroT JIOKaJIbHbI€ MUHVUMYMBI, CLJIbHO OT/IMYAaIIreCAa OT ryiobapHoro. Huke 1mo-
Ka3aH IMpruMep TaKoro JIOKaJlbHOrO MMHHUMYMa CTOMMOCTU 2.

o—o0
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Yro TyT MOXHO mojesiaTh? Jlake pa3pemuB MeHATh He MO OJHOH, a MO [Be
BEpIINHBI, MBIl He IOMOXeM fleJTy. BMecTo aToro aBaiite pacCMOTpUM [ABa APYTUX
0o0IMX pelenTa yjydlleH!s JIOKAJbHOr'o 0K CKa.

9.3.3. Cnoco65bI ycoBepIIeHCTBOBAHUS JIOKAJHbHOTO IOKCKA
PAHZTOMU3AITUS 1 [TEPE3AITYCKU

Parpovu3zaruo (cJydariHbI BEIOOP) MOXHO HCIIOJb30BaTh M IpU BhIOOpE Ha-
YaJbHOU TOYKHU (CKakeM, B3sIB CJIyyaiiHOe pa30reHre BepUINH Ha YacTH), U IpU
BBIOOpE OuepeJHOTO yJyulieHus (ecji ecTb HECKObKO BO3MOXKHOCTE).

Biaronaps aToMy NOABJIAETCA HeHYJieBasi BepOATHOCTD IOMACTh B IJI00abHBIN
MHUHUMYM, Jja’ke ecJIH JIOKaJIbHBIX MUHUMYMOB MHOTO. Ec/1 3Ta BEpOATHOCTH paB-
Ha p, TO MOXHO 3amyctuth ayroputM O(1/p) pa3 u BEIOpaTh HAWIYYIININ OT-
BeT (4To ¢ GOJBIION BEPOATHOCTHIO JACT IJI00AJBHBI MUHUMYM, CM. yIPaXHe-
Hue 1.34).

Ha pucynke 9.10 nmoka3zaHo MpOCTPAHCTBO MMOMCKA B 3a7aye 0 pa3bueHuu rpa-
da (a1 HebosmiIOTO rpada c 8 BepmrHaMmu). Beero ects Cg = 70 pa3bueHmuii, HO
[ KaxJioro pa3bueHus ecTh [IapHOe, B KOTOPOM 4YacTy IlepecTaBJleHbl, [103TO-
MY Ha PHCYHKe MTOKa3aHhl TOJbKO 35 pa3buenuil. [ ynodcTBa oHU O0ObeuTHEeHbB
B ceMb Ipyni. EcTb NATH JIOKaJbHBIX MMHUMYMOB, 13 KOTOPBIX TOJIbKO OJUH IJIO-
6aypHbIN. Ec/i HauaTh JIOKabHBIN MOMCK B CJIy4aiiHOM TOYKe M Ha KaXkJOM IIa-
re BBIOUPATD CJIYYAHBIN X0 U3 HauboJiee BBITOAHBIX, TO BEPOATHOCTH IOMACTh B
IIJIOXOH JIOKaJIbHBIM MUHUMYM He 60Jlee 4eM B 4eThIpe pa3a IPeBOCXOAUT BepOoAT-
HOCTb TIoIacTh B xopomuii. IloaToMy OyZeT JocTaTOYHO HeOOJIIOT0 KOJIMYecTBa
repe3amycKoB.

METO UMUTALIU OTKUTA

B npumepe Ha puc. 9.10 BepoATHOCTh MIONACTh B JIOKAJbHBIN MUHUMYM (IIpU Of-
HOM 3allycKe aJrOpuTMa) He Tak yX Maja. Ho npu yBeymueHun pasMmepa 3aja-
Yl OHAa MOXeT yObIBaTh 3KCIIOHEHI[HAJbHO, [I03TOMY IPOCTO IIepe3anycTuTh ajl-
TOpUTM HeOOoJbIIoe YHCJIO pa3 y’ke He IOCTaTOuHO.

BmecTo aTOr0o MOXHO paspemiars (MHOT/AA) EPEXOAUTh K XYUINM pelleHUsAM:
TeopeTU4ecKy 3TO MOXeT IOMOYb BEIOPaThCA M3 IIJIOXUX JIOKAJIbHBIX MUHUMYMOB.
Ha puc. 9.10 370 MOIJI0 OBl IOMOYb BBIMTH U3 IIJIOXOI'0 JIOKAJIbHOTO MUHUMyMa U
nepeiTyl B xopomuii. Ho kak BHOpPaTh BeposaTHOCTU? Memod umumayuu omaicuea
(simulated annealing) ocHoBaH Ha (M3MYeCKOIl aHAJIOTUHA W BBOAUT HEOTpHULA-
TeJIbHBIN TapaMeTp T, Ha3pIBaeMbIl memnepamypoii:

S « Kaxoe-HU6YAL HavYalbHOE pEIEHUE
TIOBTOPATD
BHOpATb CIydaliHoe pemeHwe S’ U3 OKPYXeHHS S
A «— cost(s’) — cost(s)
ecimm A<O0:
/
3aMEeHUTL S Ha §
uHave:

sameEuTh 5 Ha S ¢ BeposTHOCTBO € /T
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Puc. 9.10. IIpocTpaHcTBO noucka 411 rpada Ha BocbMU BepiinHax. Beero ects 35 Bapu-
aHToB. OHU pa3OUTHl HA CeMb I'PYII, U JyIA KakXA0W IPYIIIBI T0OKa3aH OJUH U3 BapHUaHTOB.
EcTh NATH JIOKAJbHBIX MUHUMYMOB.

4 BapuaHTa, CTOUMOCTb 6

111

8 BapHaHTOB, CTOUMOCTD 4

1[]]

8 BapuaHTOB, CTOUMOCTb 3

!

2 BapuaHTa, CTOUMOCTb 4

111

8 BapuaHTOB, CTOMMOCTb 3

|1

4 BapuaHTa, CTOMMOCTbD 2

1]

1 BapuaHT, CTOMMOCTB 0

(L]
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Joa uyneBoro T (cumTaem, 4TO TOTAA e AT = 0) mocJjie[iHAs CTPOKA HE BBITIOJ-
HAETCs, U 5TOT aJTOPUTM IpeBpaliaeTcs B pacCMOTPeHHBIN paHee. A 111 60Jb-
mux T 3TOT aJTOpUTM MHOTAA OyJieT fesiaTh XOpl B CTOPOHY yxXymueHus. U kakoe
xe T Ham BbIOpaTh?

XUTPOCTh TYT B CJIeJyI0IIieM: Mbl HaulHaeM c 60JbII0ro 3HaYeHUA TeMIiepary-
pel T, a mOTOM NOCTENIEHHO yMeHbIIaeM eé€ 0 HyJsiA. CHavasa JIOKaJbHBINA OUCK
Oy[eT MOYTH YTO CJIyYalHBIM OJIyXJaHUeM, HO MOCTENEeHHO BCE Oosibine U 00Jb-
1le cTaHeT IIPeAloYMTaTh XOAbl B CTOPOHY MeHbIIIell CTOMMOCTH U JIMIIb U3peaKa
OyzeT AesiaTh XOApl B APYT'YIO CTOPOHY. B HEKOTOPOI I MOMEHT NPOLIecC COMAETCA K
JIOKaJIbHOMY MMHUMYMY, U €ro MOXHO OyAeT ocTaHOBUTh. [Ipumep Takoro poma
JBIDXeHUs n300pakéH Ha puc. 9.11

Puc. 9.11. MeToa uMUTAaIX OTXKUTrA.

e

-

JlaHHBI MeTO Ha3blBalOT «MMUTALMel oTxura». Kak BUHO 13 Ha3BaHUs, OH
HCXO[JUT U3 aHAJIOTHY C OTXKUIOM B MeTaJUlypruu (HarpeBaHue C MOCJieAyIo UM
Me[JIeHHBIM oXxJIakaeHreM). CHavaJsa, Kor/a BellecTBO IOYTH YTO XUAKOe, aTo-
MBI JBUXYTCSA OYTH cBOOOAHO. IIpy MOHMXEHNN TeMIepaTypsl OHU [TOCTEeIIeHHO
pacnonaraioTcs Bcé 6osee 1 OoJiee perysIpHO U HAaKOHeI| BEICTPauBalTCA B KPU-
CTaJUIMYeCcKyl0 peméTKy (6JM3KyI0 K MUHUMYMY SHEPIUn).

KoHeuHo, nmuTanusa orxura TpeOyeT OoJblle BpeMeHH, 4YeM IPOCTOH Jio-
KaJIbHBIM mouck. Bojiee Toro, BEIOOp momxofsAmieil cxemsl omokcuea (annealing
schedule), To ecTh cTpaTeruu MOHMXEHUS TEMIEPATYPHI, SABJIETCA JOCTATOYHO
TBOpYECKOU 33jjaueii. HoO BO MHOTHUX CJly4asiX 3TO CYIIECTBEHHO YJIyYIlaeT Hau-
JleHHble pellleHHs U TOI'0 CTOMT.

p

YnpaxxueHnus

9.1. JlommycTyM, YTO B aJTOPUTMe IIOKICKa C BO3BPATOM I 3ajaYll BEIITOJIHUMOCTHU
MBI Bcer/ia Beioupaem noazanauy (popmymny B KH®D), comepxaiyio cambiii KOPOT-
KUH OM3BIOHKT, U paclieriieM e€ 10 IepeMeHHOH 3Toro AU3bloHKTa. JJOKaXuTe,
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4yTO BpeMs paboTHl TaKOTo aJropruT™Ma Ha hopMyJiax ¢ AU3bIOHKTaMU JJIMHH 2 (3a-
Jaya 2-BBIIOJHUMOCTU) IIOJMHOMHUAJIBHO.

9.2. [IpeyioxuUTe aJrOpyuTM Iepebopa ¢ BO3BPATOM I 331aU [TOVCKA FaMUJIb-
TOHOBA MyTU U3 3aJaHHOI BEPLIMHEI S. YKaXHUTe, YTO OyAeT MoA3ajadyaMu, Kak
BHIOMpaeTCs OfJHA U3 HUX U KaK OHA pa30MBaeTCs HA YaCTHU.

9.3. [IpumeHHTe MeTOZ BeTBell U rpaHUll K 3ajade O OKPBITUM MHOXeCTBaMHU.
UYro OyneT noasajjauamu, Kak BeIOMpaeTcs offHa U3 HUX, KaK OHa pa30uBaeTcs Ha
YacTHU Y KaK BBIYMCJIAETCS HUDKHAA OlleHKa?

Kak BB AymaeTe, HaCKOJBKO Balll aJropyuTM OyJieT 3ddeKThBeH B TUIUYHBIX
npuMepax? [Touemy?

9.4. Jlau HeopueHntupoBauubiii rpad G = (V, E), B KOTOPOM CTeleHb KaXx 101 Bep-
IIMHBL He 6ostbiie d. Kak GbICTpO HAliTU B HEM HE3aBHCHUMOE MHOXECTBO, pa3Mep
KOTOpPOTo cocTaBiiieT He MeHee 1/(d + 1) oT pa3amepa MaKCMMaJbHOTO HE3aBUCH-
MOTI'0 MHOXeCTBa?

9.5. JlokamHblli nouck O/l MUHUMATbHOZO NOKpblearwowezo depeda. PaccMoTpum
MHOXECTBO BCeX ITOKPHIBAIOIINX AepeBbeB (He 00sA3aTeslbHO MUHUMAJIbHBIX) [
JAHHOTO HEOPUEHTUPOBAHHOTO cBsi3HOro rpada G = (V, E) ¢ Becamu Ha péGpax.

W3 pazfena 5.1 MBI 3HaeM, 4TO JoOaBjieHHe pebpa e K NMOKpHIBaoIeMy Jepe-
By T co3aéT IUKJL Yaa/ims Jro6oe apyroe pebpo e’ # e U3 3TOro MUKJIa, HOAyYuM
Jpyroe TokphiBamwIiee aepeso T’. Bynem rosoputs, uto aepesbsa T u T’ monyua-
I0TCA JPYT U3 Ipyra 3ameHoll (e, e’) U cuuTaTh Takue JAepeBbs COCeOHUML.

(a) IokaxwuTe, 4TO JEOOOE MOKPHIBAIOIEE NEPEBO MOXKET OBITH IMOJIYUYEHO U3
JE0GOro Pyroro MOKPHIBAIOIIETO AepeBa MOC/eI0BATEFHOCTHIO 3aMeH (Iepexo-
JIOM OT cocefia K cocefy). CKOJIbKO TaKHX 3aMeH MOXeT OTpeGoBaThCsA?

(b) Mycts T’ —MUHHUMAaJBHOE MOKPHBAIOIEE AePeBo, a T — IPOU3BOJILHOE,
[TokaxuTe, 9TO MOXHO HANTH IIOCJIEA0BATEBHOCTD 3aMeH, nepesoaamyw T B T,
11 KOTOPOU cTOMMOCTH (COSt) lepeBbeB He BO3PACTAIOT: B BO3HUKAOIIEHN ocIe-
JOBaTEIbHOCTHU

T=Ty—T—>T,—..>T,=T

HepaBeHCTBO cost(T;) = cost(T;,;) BBIITOJHEHO [y Bcex [ < k.

(c) PaccmoTpuM ciieAyoIMil aJrOpUTM JIOKaJbHOTO MOMCKa, KOTOPHBIM IOJIy-
yaeT Ha BXOJ] HEOPUEHTUPOBAHHHIH rpad G.

T < xakoe-Hubynb NOKphHBawmee AepeBo rpadpa G
ToKa ecTb 3amMena pébep (e, e’), ymembmawmas cost(T):
T—T+e—¢
BepHyTL [
JlokaxuTe, 4TO AAaHHBIN aJTOPUTM BCerja Bo3BpaljaeT MUHNUMAaJbHOE MOKPHI-

BamIee AepeBo. Kakoe mMakcumasbHOE YKCJIO UTepaluil eMy MOXeT IJji 3TOTO
noHago0uThCA?

9.6. Ha Bxop B 3agaue o fiepeBe llIteiiHepa (minimum Steiner tree) naércs mos-
HBII HeopueHTUpoBaHHbIH rpad G = (V, E) ¢ Becamu d,,, Ha péOGpax ¥ MHOXECTBO
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mepmMuHabHbIX GepluuH (terminal nodes) V/ C V. Haiitu He06XOMMMO [IEPEBO MHU-
HUMAaJIbHOTO Beca, cofepxairiee Bce TepMUHAJbHbIE BepmnHbl V. Takoe IepeBo
MOXET COZIEPXKaTh TaKXke 1 BEPIIVHbI He 13 V',

&) O O]
O O O
O @ O

Jomyctum, 4TO Beca pEGep YAOBJIETBOPSIOT cBoMicTBaMm meTpuku (c. 275). Jo-
KaxuTe, 4YTO TOTJa CJIeAYIOIIMI IIPOCTON aJIrOPUTM ABJIAETCA 2-NPUOIIKEHHBIM:
BBIKMHEM U3 rpada Bce HeTepMHUHAaJbHble BEPIINHBI U HaWAEM MUHHMAaJbHOE
nokpeiBamwiee fepeso. (Ilofacka3ka: BCIOMHUTE PAaCCMOTPEHHBIM HAMU TTPUOJH-
JKEHHBIN aJITOPUTM 1A 3a/1a4ll KOMMUBOSIXEpPA. )

9.7. BxozoM 3ajauu 0 MyJIbTHpa3pes3e fABJeTCA HeOPUEeHTHPOBaHHEIN rpad G =
= (V, E) u MHOX€eCTBO TepMUHAJIbHBIX BEPILIUH Sq, ..., S, € V. Halitu Tpebyercs
MHHUMAaJIbHOE 10 pa3Mepy MHOXeCTBO pébep, ocJie yAaleH!s KOTOPBIX HUKaKue
JBe TepMUHaJIbHbIe BepIINHbI He OyIyT jiexaTh B OAHOU KOMIIOHEHTe CBS3HOCTU.

(a) IokaxwuTe, YTO JaHHAA 3aJla4a MOXeT OBITh pellieHa 3a MOJIMHOMUAJIbHOe
BpeMs B YaCTHOM cJIyuae, Korma k = 2.

(b) TMocTpoiiTe 2-pUGIIKEHHBIN aTOPUTM I ciydas k = 3.
(c) IIpeyoxuTe aTOPUTM JIOKAJIbHOTO TIOVCKA JJIA JAHHOU 3aJ[auu.

9.8. B 3ajaue MakcUMaJIbHOM BHITTOJIHUMOCTH (maximum satisfiability) maHo mHo-
KECTBO AU3BIOHKTOB U TpeOyeTcs HANTU 3HAUEHUs IepEMEHHBIX, TPU KOTOPhIX
BBINOJIHEHO MaKCHUMAaJIbHOE YHCJIO JU3bIOHKTOB.

(a) IMokaxwuTe, YTO €CJIH ATy 3a7a4y MOXKHO PEIINUTh (TOYHO) 32 OJMHOMUAIb-
HOE BpeMsl, TO 3a MOJIMHOMHUAIbHOE BpeMS MOXHO PEIINTh U 3a1a4y BBHITOJHIMO-
CTH.

(b) PaccMOTpUM MPOCTOM aJTOPUTM, MPUCBANBAIOIINI KaX 10U MepeMeHHOM
PaBHOBEpOATHO U He3aBucuMO 3HauveHue O mym 1. [lycte BxomHasa ¢opmyna co-
JEPKUT M IM3bIOHKTOB U k; 0603HaYaeT KOJIMYECTBO JIUTEPATIOB B j-M U3bIOHK-
Te. [TokaxuTe, 4TO Mamemamuueckoe oxcuOaHUe KOJIMUeCTBa BHITIOJIHEHHHIX JU3b-

IOHKTOB paBHO
m
1 m
_ L l>m
> (1 2k1) >

i=1
Jpyrumu cjioBamMu, JAHHBIHN aJTOPUTM ABJIAETCA 2-MPUOIMKEHHBIM (ecyu pacipo-
CTPaHUTBD OIlpeJiesieHre Ha BEPOATHOCTHBIE aJTOPUTMBL, B35B cpesiHee). Bosee To-
ro, ecJiM JJIMHA BceX MU3BIOHKTOB paBHa k, TO JaHHAA OlleHKa yJydllaeTcsa [0
1+1/(2k-1).

(c¢) Kak mepenenath [AaHHBIM aJTOPUTM B JeTEPMUHHPOBAHHBIN (M30aBUTh-
cs OT CJIy4alHBIX OMTOB), cOXpaHUB KauecTBO npubmpkenus? (Iloackaska: BMe-
CTO TOro, 4YTOOBI BEIOMpATh 3HAUeHMe KaX 0! cJeyloleil mepeMeHHOU ciy4ai-
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HO, BBIGUpaliTe TO 3HaYeHNe, IPU KOTOPOM YCJIOBHOE MaTeMaTUYeCKOe OXXUJaHHe
YHCJIA BEIITOJIHEHHBIX JU3BIOHKTOB HAauOOJbIIee. )

9.9. B 3ajaue 0 MakcMMaJIbHOM pa3pe3e (maximum cut) TpebyeTcs o JaHHOMY
HeopueHTupoBanHomy rpady G = (V, E) ¢ Becamu w(e) Ha pé6pax HaNTH Takoe
pa3bueHue ero BeplIUH Ha JIBe 4acTH, IpM KOTOPOM CyMMAapHEHIN Bec pédep, co-
eUHAIOIINX 3TU [B€e YacCTH, ObLJI Obl MAKCUMAJTEH.

Jl mommuoXxecTBa BepmuH S C V onpenesmm w(S) kak cymmy w(e) Ui BCex
pébep e = {u, v}, y xotopsix |S N {u, v}| = 1. 3ajaua o MakcMMabHOM pa3pe3e
COCTOUT B Makcumusanuu w(S).

PaccMOTpyM CJleiyIoIUil aJTOPUTM JIOKAJIbHOTO TIOKCKA, B KOTOPOM COCeU
MHOXEeCTBa IOJIy4aloTcsA M3MeHeHHeM (o0aBjieHHeM WM yAaJieHheM) OJJHOTO
aJIeMeHTa:

S < xaxoe-HUOYZbL MHOXECTBO BEPIMH
moka ectb S’ CV Takoe, uro |(S'—S)U(S—5)|=1 u w(S)>w(S):
S<S’

(a) MMokaxuTe, YTO JAHHBIN aJTOPUTM SBJIAETCS 2-TPUOIMKEHHBIM.

(b) ABysieTcs M JAHHBIE aJTOPUTM TOMHOMHUAJIBHBIM 10 BpeMeHU?

9.10. Ha30BéM aJrOpuUTM JIOKAJIbHOT'O MTOKCKA MOYHbIM, €CJI1 OH BCeraa JaéT Oll-
TUMaJbHOe pelleHyre. HanpumMmep, ajroputm Ui 3aa4y 0 MUHUMAJIbHOM ITOKPbI-
BawIeM JiepeBe U3 yrnpaxHeHue 9.5 ABjieTcsa TOYHBIM. CUMILJIEKC-METO/, pella-
IOH.II/Iﬁ 3aiauy JIMHEHHOTr 0 IIporpaMMHpOBaHNsA, TOXE MOXHO CUMTaTh TOYHBIM aJI-
TOPUTMOM JIOKAJIbHOTO MTOKCKa.

(a) MMokaxuTe, YTO AJTOPUTM TOUCKA B 2-OKPECTHOCTH /IS 3aja4yl KOMMUBO-
SDKEpa He SIBJIIETCS TOYHBIM.

(b) HoxaxwuTte TO %e camoe it [n/2]-0OKpeCcTHOCTH, IAe N — KOJIMYECTBO I'0-
POZIOB.

(c) ITokaxuTe, YTO AJTOPUTM IOKCcKa B (n — 1)-OKPECTHOCTH ABJIAETCA TOY-
HBIM.

(d) Ana onTUMU3aMOHHOM 3a/ja4 A Ha30BEM A-yJIydIllleHUeM CJIeAyI0IIyio 3a-
Javy Mmoucka: o JAaHHOMY BXOMY X 3aJayd A ¥ JaHHOMY PEIIeHUI0 S U1 BXOAA X
HalTHU Jipyroe pelleHue IJI1 X C JIydlleill CTOMMOCTbI0 (WM Xe COOOLIUTh, YTO
S OIITUMAJIbHO U [T03TOMY JIy4lllero pelieHus Het). Hanmpumep, 3afjaua yaydiieHNs
LMKJIA KOMMUBOSDKEpA BBITJBIUT TaK: ]aHAa MaTpHI{a pacCTOAHUN U TaMUJIbTOHOB
LUKJI, 1 HY’)KHO HaWTU JIydmuii nukJj. OkaspiBaeTcs, YyTO 3Ta 3ajaada NP-mosHa,
Kak 1 3ajava yJydleHus TOKPHITHA MHOXXecTBamMu. Kak 3To Jjoka3ath?

(e) CkaxeM, 4TO aJITOPUTM JIOKAJIbHOTO ITOKCKAa UMeeT NOTUHOMUATbHYIO Umme-
payuo, ec KaxAplll mar yJjydlleHus B 3TOM aJTOPUTMe 3aHHUMaeT MOJIMHO-
MuasibHoe Bpem:A. (Hampumep, mpu ecTeCTBEHHOHN peaymM3alyiid aJTOpUTMa Jio-
KaJIbHOro moucka B (n — 1)-0KpecTHOCTH 1A 3a/jauil KOMMHUBOSKEDPA TaKOro He
6ynet.) JlokaxuTe, 4To ecm P 7# NP, To 111 3a7jauyyl KOMMUBOSKEpA U 3a7]auil O
MOKPBITUM MHOXECTBAMU HeT aJrOPUTMOB JIOKAJIbHOTO IMOUCKA C MOJIMTHOMUAITb-
HOI uTepanuen.



I'masa 10
KBaHTOBBIC aJIl"OpI/ITMBI

Mbl Hava/M1 3Ty KHUTY CO CTAapUHHBIX aJTOPUTMOB [UIA CJIOXKEHUA U YMHOXe-
HUA 4yucesl U ¢ KJlaccu4yeckol TpyAHOHM 3ajaum (passiokeHHe Ha MHOXUTEI,
factoring). B 3TO¥ rjlaBe — MOCJe/JHEN TJlaBe KHUTH — BCE OyAeT Hao60pOT: MBI
pacckaxeM O HeJaBHO IPUAyMaHHOM aJTOpPUTMe, U 3TO OymeT OBICTpHIH ajro-
PUTM pa3JioXeHNsA Ha MHOXuUTes !

KoHeuHO, TyT ecTb TOHKOCTB: 3TO OYAET aJTOPUTM IJI1 KGAHMOB020 KOMNbIO-
mepa.

[loBeneHue sJjileMeHTapHBIX YacTHUIL] U JPyrUX MUKPOCKOIHNYECKUX OOBbeK-
TOB ONHUCBHIBAETCA KPACUBOW, HO 3araJIoyHoON Teoprel — KBAaHTOBOM MeXaHUKOM.
B 1990-e romp! 6b1710 OOHAPYXXEHO, YTO 3aKOHBI KBAHTOBOU MEXaHUKU OTKPBIBA-
0T BO3MOXHOCTb JJI1 OBICTPBIX BBHIYMCJIEHUM — B TOM YHCJIe 3KCIIOHEHIHNAJbHO
6ostee O6bICTpBIX. Kak MBI yBU MM, KBAHTOBBIE KOMITBIOTEPEI (€C/ OHU OYAyT Aeii-
CTBOBATh TakK, Kak ceifuac Ipejiosaraercs) CMOryT pasJjiaraTh 4rcja Ha MHOXHU-
TeJ 3a [ToJMHOMHUaJIbHOe BpeMs. [loka Takue KOMIBIOTepH! ellé He cleslaHbl —
HO KOT'/la U eCJI1 OHU IOABATCA, MHOTO€e U3MEeHUTCA, U He TOJIbKO B JIy4lllylo CTO-
poHy. Hampumep, coBpeMeHHbIe CHCTEMBI 3aluThl MHGOpMaLuy Npy fepenade
110 NHTepHeTy U B OaHkax (OoJsbiieli yacThio ucnoymb3yeTcsa RSA) yTpataT Hafiex-
HOCTb.

10.1. KyOuTsl, cynnepno3unysi, u3MepeHus

B 3TOM pazzesie Mbl KPaTKO OIUIIIEM OCHOBHBIE TPHUHIIUITBI KBAHTOBOUM MEXaHUKH,
Ha KOTOPHIX OCHOBAHO JIeHiCTBHE KBAHTOBLIX KOMIIbIOTEpOB. !

B 06BIYHBIX KOMITBIO TEPAX ABA 3HAUYEHMA OUTa (HyJIb WM €IMHUIA) 3aKOAUPO-
BaHBI KaK HU3KOe U BBICOKOE HaNpsDKeHUe B MPOBOJHUKAX cXeMbl. MOoXHO ObII0
OBl KOAMPOBATh UX MHAaUe — HallpUMep, aTOM BOJIOPOZAa B OCHOBHOM COCTOSTHUU
(c maJsoii sHeprueii) MoXeT KOAUPOBATh HYJb, a B BO30YXAEHHOM COCTOSIHUM (C
OOJIBIIION DHEPrUeH) — eUHUILY.

Hcnosmp3ya TpaaulMOHHBEIE O00O3HaueHUs KBAHTOBON MeEXaHUKM, MBI 3allu-
chiBaeM ocHOBHOe cocrosiHme (ground state) xax |0), a BO3GyXAEHHOE COCTO-
suue (excited state) kak |1). C TOYKM 3peHHA KJACCAYECKON (GU3UKH, aTOM
MOXeT HaxoJuTbcsA JMOO B OJHOM COCTOSIHWM, /OO B JIpyroM. B KBaHTOBOH

Paccka3kBaIOT, 9TO 3HAMEHUTHI dusuk Pruapg @efiHMaH Kak-TO cKas3asr «Jlymaro, 94TO0 MOXHO
CcMeJIo yTBepXJaTh, YTO KBAaHTOBYIO MeXaHHKY He IIOHKMMAaeT HUKTO». Tak 4TO BpAJ JIA YTeHHEe 3TOT0
pas/ieJia To3BOJIMT BaM B Hell pazobpaTbcs Kak cjieflyeT — HO B KOHIIe KHUTY Mbl YKa3blBaeM HeCKOJIbKO
HMCTOYHUKOB [l fajibHelmero 4yreHusa. [Mel 61arogapuM M. H. Bsoro 3a noMmoIs B IepeBojie 9TON
rnaBbl. — [Ipum. nepea.]
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MeXaHUKe — KaK 3TO HU CTPaHHO Ha IEPBHIN B3IJIA— BO3MOXHEI U Cynepno-
3uyuu (superpositions) 3TUX COCTOAHUI: popMasibHble JITHEHHble KOMOWHAINN
ay|0) + a4]1), e ay u a; — moGhIe KOMILIEKCHBIE YHCJIa, CyMMa KBapaToOB MO-
Jly7ieil KOTOPBIX paBHa equHMIe: || + |a; |2 = 1. Hampumep, BO3MOXHO COCTOS-

1 1 1 1
Hre —|0) + —|1), a Takxe coctossHue —|0) — —|1). KoadduiineHTH Qy 1 A

HaspiBalOT amnumydamu (amplitudes) cocrosauii |0) u |1) cooTBeTcTBeHHO. Ha-
[IOMHHUM, YTO aMIUIATYObl MOT'YT GBITH KOMILJIEKCHBIMM, TAK 4TO, CKaXXeM, MOX-

1 21
\/§|O> + £|1
MHUMYIO eMHUITY, i = +/—1). Takoro pojia CyneprosuIuu, ay|0) + a;|1), onuck-
BalOT COCTOSIHUE 3JIeMeHTapHOMN A4YelKU [ xpaHeHus nHdopmanuu (cM. pucy-
Hok 10.1), HazeiBaemoi kybumom (qubit).

HO pacCMOTPETh COCTOSIHUE } (3mech i o603HaAUAeT, KaKk OOBIYHO,

Puc. 10.1 DOyieKTpOH B aTOMe BOAOPOAA MOXeT HaXOOUTHCA B OCHOBHOM U BO30yXJEHHOM
cocTossHUAX. B 0603HaueHuAx Jlpaka, TpaJuI[IOHHO UCIIOJb3yeMBIX B KBAHTOBOI MeXaHU-
Ke, UX 3anuchiBaoT Kak |0) u |1). Ho npunyun cynepnozuyuu (superposition principle) ro-
BOPUT HaM, 4TO Ha CaMOM JieJie BO3MOXXHBI U JiliHeliHble KomOuHayuu (linear combinations)
3TUX COCTOSIHUIL: @4|0) + ;|1). ToBOpPAT, uTO cocTosiHUe @,y|0) + ;1) ABIAETCA Cymeprmo-
surueit 6asucHblx cocmosnuii |0) u |1). Ecom 681 ag 1 oty G HEOTpHULIATE IbHBIMU YHCJIA-
MH, B CyMMe PaBHBIMU 1, TO 3TO MOXHO OBLJIO OB IOHUMATh TaK: 3JIEKTPOH HAXOOUTCA B
coctrostHUM 0 ¢ BEPOATHOCTHIO |(t;) ¥ B COCTOSTHUM 1 ¢ BEPOATHOCTHIO |t; ). OmHAKO g U a4
MOT'YT GBITh KOMILJIEKCHBIMU YHCJIAMHU, Y €JUHUIIE JIOJDKHA ObITh paBHA He UX CyMMa, a CyM-
Ma KBaJIpaToB UX MoAyJieti!

OCHOBHO€ BO30yX IEHHOE CyIepIo3uius
cocrogHue |0) cocTosiHue |1) ay|0) + a4]1)

Bripaxasice purypasibHO, MOXHO CKa3aTh, YTO 3JIEKTPOH B aToMe ellé caM He
eI, B KaKOM COCTOSHHUU OH HaXOJUTCSA — OCHOBHOM WJIM BO30OYXIEHHOM, a
YHCIIA (A U Q) BBIPAXAKOT €ro «IpeapacloioXKeHHOCTh» K TOMY U JPyrOMYy COCTO-
AHu0. Ho moHUMAaTh «IIpepacliosioXKeHHOCTh» KaK BEPOATHOCTh HeJb3s: Oy U 0
MOTYT OBITh OTPUIATELHBIMU UM BOOOIIe MHUMBIMU. U KaK TorAa eé MoOHNMATh,
cnpammBaeTcsa? OTO OQHO U3 CAMBIX 3araJIOYHBIX MeCT B KBAaHTOBOI MeXaHUKe, K
KOTOpOMY Hallla MHTYULMsA NpUcocabymBaeTcs ¢ TPYAOM.

[Tpoposokasa MeTadopy, MOXXKHO CKa3aTh, YTO COCTOsSHUE 3JIeKTpOHA (Cyrepro-
3UI[UsI OCHOBHOT'O U BO30YXJEHHOTO COCTOSHHII) OIKCHIBAET €r0 «BHYTPEHHUH
MUpP». DTOT «BHYTPEHHUN MUP» HaM HeJOCTYIeH, HO Mbl MOXeM BBITIOJHUTH U3-
MmepeHue (measurement), cMm. puc. 10.2. PesyspraTroM n3MepeHUs SIBJIETCA HYJb
nwm eauHuia. Ilpu 3ToM BepOATHOCTU MOSIBJIEHUA HYJII U eUHHULIBI PaBHBI CO-
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Puc. 10.2. i3mepeHUe CUCTEMBI B COCTOAHUU CyIlepno3nLny IIepeBOAUT e€ B OOHO U3 Oa-
3UCHBIX COCTOSIHMHN, 1 BEPOATHOCTU UX NOSIBJIEHUS PaBHBI KBaJjpaTaM MoAyJlell aMILIMTY/I.

cocrosiuue |0)
C BEPOATHOCTHIO | a2

a0|0) + a;[1) cocrosHMe |1)
C BEPOATHOCTHIO |a; |2

OTBETCTBEHHO |ay|? u |a;|? (HamoMHIM, 4TO KaK pa3 cymMMa KBapaTOB MOJyJei
noJokHa ObITh paBHA emuHMIlEe). [To60UHBIM (HO HeM30eXHBIM) pe3ysbTaTOM U3-
MEpEHUS SIBJIAETCS TO, YTO CHCTEMa OKa3blBAaeTCs B NU3MEPEHHOM COCTOSIHUU: €ecC-
u u3Mmepenne nasio 0, TO cucTeMa HaXOAUTCA TIOCJe U3MEPEHUS B OCHOBHOM CO-
crostiuu (|0) =1-|0) +0-|1)), a ecym 1 — 10 B BO3Oyx nérHoM (|1)). HeBo3mox-
HOCTb M3MEpUTh COCTOsIHME CHCTEeMBbl, He MOBJIMAB Ha Hero, — Apyras CTpaHHas
0cOo0EeHHOCTh KBAaHTOBOM MeXaHUKM, He NMeloll[as aHaJIoroB B KJlacC4eckol ¢u-
3UKe.

[MpyHUUT CyNepro3uIiuy TPUMEHUM HE TOJIbKO K CHCTEMaM C ABYMs COCTO-
suusavu. Ha camom fiesie jake B HameM npuMepe (3JIEKTPOH B aTOMe BOAOPO/ia)
BO3MOXHO HECKOJIbKO BO30YXAEHHBIX COCTOSHUE, Y MOXKHO PaCCMOTPETh CUCTEMY
¢ k 6Ga3uCHBIMU COCTOSTHUAMU: OCHOBHBIM U k — 1 B30y AEHHBIMUA. OG03HAYNM
ux |0), |1), ..., |k — 1). [Ipou3BoBHAsA CYIIEPIO3UIMSA TAKOI CICTEMBI 3aIIHCHIBAET-
csi Torga Kak ag|0) +aq|1) + ...+ ap_1 [k — 1), rme |ag|> + |ag > + ... + a1 > = 1.
PesysbTaTOM M3MeEpeHUs B Takou cucteMe OymeT uucio ot 0 1o k — 1, u BeposT-
HOCTbD TOSBJIEHUS YHCJIA j paBHA Iajlz. Kak MpI yxe roBopujm, u3MepeHre MeHs-
eT COCTOSTHUE CUCTEMBI, I e€ HOBOe COCTOsIHUE Ollpe/ieliieTcs pe3yJibTaTOM U3Me-
peHusl.

[ xogypoBaHUA n OMTOB MOXHO OBLJIO OBl KCIIOJB30BaTh cucTeMy ¢ 2" 6a-
3UCHBIMU COCTOSTHUSIMM (CKaXXeM, JOCTAaTOYHO BO30YXIEHHBIU aTOM BOJOPOIA),
HO JIy4Ille UCII0JIb30BaTh N KyOUTOB.

PacemoTpum fBa kybuTa, IpefCTaBJHAIUX COOOM COCTOSHUSA 3JIeKTPOHOB B
JBYX aToMax BojiopoAa (B KaxI0M aToOMe HCIOJb3YI0TCA ABA COCTOSHMSA — OCHOB-
Hoe 1 BO30yXAéHHOoe). B kyaccuueckoi pusrike qBa COCTOAHUA I KaX JOTo aTo-
Ma JaiT Bcero veThipe koMmbmHanuu 00, 01, 10, 11 (cHavyasa Mbl 3alMCHIBAEM
COCTOSHME OJHOTO aTOMa, a IMOTOM — BTOpOro). Tem caMbIM [Ba aToMa MOXHO
HCIIOJIb30BaTh VI XpaHeHUs JBYyX OUTOB WMH(OpPMALWU — 10 OJHOMY Ha aTOM.
B kBaHTOBOI1 MeXaHMKe IIPUHIUI CyTIepIO3UI[UU I03BOJIIET PACCMOTPETh JIMHEN-
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HYI0 KOMOWHAITHIO YeTHIPEX OCHOBHBIX COCTOSIHUN,
lat) = ag0|00) + a91101) + a14|10) + ay;]11),

rae

> e =1

x€{0,1}2

(HammomuunwM, uto {0, 1}2 0003HavYaeT MHOXECTBO ABOUYHBIX CJIOB AJIAHHI 2, 1 BO-
o6mie {0, 1}" ecTb MHOXECTBO JBOMYHBIX CJIOB JIMHBI N.) PesysbraToM mM3mepe-
HUA B TAakoil cucTeMe GyAyT ABa 6KMTa, M BepOATHOCTh ucxoda x € {0, 1} paBHa
|t |*. Ecm naMepeHue fasio ucxof x = jk, To mocJie UI3BMepeHHs cUcTeMa OKaxXeT-
CA B YUCMOM COCMOAHUU X: ec, ckaxeM, x = 10, To nepBHIli 371eKTPOH OyJieT B
BO30YyXIEHHOM COCTOSIHUH, a BTOPOY — B OCHOBHOM.

CrienJjieHHOCTbh

[TycTh y Hac ecTh ABa Kyoura. [IepBbIil HAXOOUTCA B COCTOSHUM y|0) + a4]1), a
BTOpOI — B cocTossHu f3,|0) + f1]1). KakoBo cocTosiHME CHCTEMBI, COCTOSIIEE
13 3TUX JIByX KyouTOB? OTBET: TEH30PHOE MTPOU3BEIEHNE YKAa3aHHbIX BBIIIE CO-
CTOSTHUH, KOTOPOE MMEET BU]]

aof3|00) + aof31101) + a; By|10) + a1 B;|11).

MoXHO J IJI1 TPOU3BOJIbBHOTO COCTOSHUSA CHCTEMBI U3 IBYX KyOUTOB BBIJIE-
JITh COCTOSIHUSA KaX JIOTO M3 HUX, 06paTUB 3Ty mporeaypy? He Bcerpa. [oBopAT,
YTO KyOUTHI cyensteHul (entangled), ecym1 UX COBMECTHOE COCTOSIHHIE HEBO3MOX-
HO Pa3JI0KUTh B IPOM3BEIeHIE MHIMBU/IyaIbHBIX COCTOSHUIL. PaccMoTpum, Ha-

1 1 .
—100) + —|11) (omHO U3 cocmosaHutl beta). Ero
ﬁl ) ﬁl ) (omu )

HEBO3MOXXHO Pa3JIOXKUTh B MPOU3BENEHNE COCTOSHUI MEPBOTO U BTOPOTO KyOU-
TOB (cM. ympaxHeHue 10.1). CrensieHHOCTh (entanglement) — riiaBHasA 3arajKa
KBAHTOBOM MeXaHWKH; MMEHHO Ha Hell OCHOBaHa HaJeXJa Ha BBIUMC/IATEJIb-
Hbl€ BO3MOXHOCTU KBaHTOBHIX YCTPOICTB.

IIpUMep, COCTOsIHUE [1)) =

Emé omHa nHTEepecHast BOBMOXHOCTb — 3TO BO3MOXHOCTD YACMUYHO20 U3Mepe-
Hua (partial measurement). Mbl MOXeM U3MepPHUTh, CKaXXeM, TOJIbKO ITEPBHIN OUT.
KaxoBa BepOATHOCTB, YTO MBI 0OHapyXUM ero B coctosaHuu 0? Takas xe, Kak ecym
6B MBI UI3MEPUJIH JBa 61Ta cpasy, TO eCTb |ag|? + |ao; |2. Bosiee cioxHBIi Bompoc:
B KAKOM COCTOSIHMU OKaXKeTCsA CHCTeMa ITocJjle TaKoro u3MepeHus?

KBaHTOBas MexaHMKa OTBEYAET Ha TOT BOIIPOC TaK: €CJI pPe3yJsbTaT nu3Mepe-
HUs nepsoro 6urta paseH 0, TO B CyHEPIIO3ULUY OCTAHYTCS TOJIBKO WIEHHI C TAKHM
3HavYeHreM NePBOro 61Ta, a KO3GhOUIIMEHTH Nepe] HUMH OyIyT IepeHOPMUPOBa-
HBI: YMHOXX€eHBI Ha ITOJIOXKUTeJIbHOe YKCJIO C TEM PacuéToM, 4ToObl cyMMa KBajpa-
TOB CHOBa CTaJla paBHOH efuHUIle. B HaleM puMepe HOBBIM COCTOsIHHEM OyaeT

_ Qoo Aoy

| o0 |00) + |01
vV lotgol? + lag vV lagol? + oy 2
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Tenepp paccMoTpuM cJilydyail n aTOMOB (B KauecTBe n MOXXHO B3ATb CPaBHU-
TeJIbHO HeboJbIoe yncio, ckaxeM, n = 500). C KJlacC4ecKol TOYKU 3peHmus, Ta-
Kas cucreMa MoxeT xpaHuTh 500 6uToB nHboOpManuu. B kBaHTOBOI MexaHUKe
eé COCTOsIHUe IIpeJICTaBJIAeT cobol mHeltHyio koMbuHanmio 2°% knaccuyeckux
(6a3uCHBIX) COCTOSHUI € KOMILJIEKCHBIMU KO3 dUlLirieHTaMuU:

D )

x€{0,1}"

TlonyyaeTcs, uyto Ilpuposie HyXHO HOMHUTH 2°°° KOMIJIEKCHBIX 4HCEI— U 3TO
TOJIBKO s coctosiHus 500 atomoB Bomoposa! Bosiee Toro, 3T 4mcia Hamo He
TOJIBKO [OMHUTb, HO U MEHSITh, €CJI1 COCTOSIHUE CHCTEMBI MEHSeTCs CO Bpe-
MEHEM.

Yucsio MHOTO GOJIbIIIE YKMCJIA BJIEMEHTAPHBIX YACTHI] BO BCeil BeesieHHOT.
Heyxem IIpupoma MoOXeT XpaHUTh CTOJBKO nHpopmanuu? U rae? Y 310 TOJb-
KO JJI OIHOM coBceM HeGOJbIIoN crucTeMbl. Kak HU CTPaHHO, UMEHHO TaK BCE U
MIPOMCXO/JUT COTJIACHO KBAHTOBOM MeXaHUKe.

Pa3 Tak, mouemy 6bl He 06paTuTh 3TO cebe Ha MOJb3Y U He UCIOJB30BaTh BO3-
MOXHOCTU [IpUpOBI AJIA BHIYUCIEHUI? B 3TOM U COCTOMT OCHOBHAs ujiesi KBaH-
TOBBIX KOMITbIO TEPOB.

Peaym3oBath €€, OJHAKO, COBCceM He mpocTo. OfHa U3 TPYAHOCTER: YIIOMSIHY-
Tas CyMMa SKCIIOHEHINAJIbHOTO pa3Mepa OTpaXaeT «BHYTPEHHHUI MUP» CUCTEMBI,
a B mpollecce U3MepeHUs MBI TI0Jly4aeM BCero Jmiinb n 6utos undopmaruu. (Ha-
MMOMHUM, 4TO BEPOSTHOCTh HOJIyYUTh B Pe3yJibTaTe U3MEPEHUSA CJIOBO X [JIMHBI N
paBHa |a, |, KBajipaTy MOy COOTBETCTBYIOIEro ko3(@UIiienTa, U MocJje u3Me-
PEHUs CUCTEMA [TEPEXOUT B COCTOsIHUE |X).)

2500

Puc. 10.3. KBaHTOBBII aJTOPUTM MOXET B3ATh N KJlACCUYeCKUX OUTOB BXOAA, CAeJaTh UX
COCTOSIHUAMU N KyOWUTOB, 3aT€M IIPOU3BECTU KaKHe-TO JeHCTBUA U NMOJIyYNUTh B pe3ysbTaTe
CyHepHo3UI[UI0 COCTOAHUH ¢ 2" KoadduIrieHTaMu, MOCIe Yero B Ipoljecce N3MepeHus Io-
JIyYUTBh CHOBA N KJlacch4yecKUx 6UTOB (B COOTBETCTBUM C paclpeiesieHreM BepOsTHOCTEH,
3aJjaBaeMbIM KBaJ[paTaMu MoAyJsieil koaddurmenTos). Kaxpoe u3 AeficTBUI C Cyleprno3u-
Lyel BO3JIeHCTBYET Ha SKCIIOHEeHIINaJIbHOe YHCJI0 KO3(pPUireHToB — 1 TeM He MeHee ¢ ¢u-
3UYeCKOH TOYKU 3peHHUs OCTAETCs BCEro JMIIb OJHNUM IaroM.

BBIXO[JHAsA CTPOKA Y

BXOJ[Has1 CTPOKa X D
13 n OUTOB

13 n OUTOB

— | || || |— D

SKCIIOHEHI[habHas
CyTIepIIO3UIHA
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10.2. Ilnan peicTBUiA

KBaHTOBBII aJTOpUTM He 6yieT IOX0X Ha KJlaccuyeckue. [IprynHa 3Toro B Heob-
XOAMMOCTHU BCé BpeMs MMeTh B BUAY Pa3HUIy MeX [y BHYTPEHHUM COCTOSAHHEM
SKCIOHEHIMABLHOI0 pa3Mepa U JOCTYIIHOMH [y11 HabsmoneHus nndopManueli (Bee-
ro JMIIb n OUTOB).

Ha Bxofle 1 BEIXOJle KBAHTOBOT'O aJTOPUTMA MBI IMEEM CJIOBA U3 1 (KJiaccuyie-
ckux) 6uTOB; paboTa ¢ 3KCIOHEeHI[HaIbHHIMU 00bEéMaMu UHpOpMaNu, KOTOPYIO
[Tpupopa [y11 HAC BEITIOJIHAET 10 3aKOHAM KBAHTOBOM MeXaHHUKH, OCTaéTCsA HeHa-
0Jm0 JTaeMo¥.

[MosiyunB Ha BXOJ CJIOBO U3 N OGUTOB, MBI IPUBOLAUM CHUCTEMY B COCTOSTHUE |X ).
3areM BHIIOJHAITCA KaKye-TO orepanuu (1o 3aKoHaM KBAHTOBOW MEXaHUKU), 1

B pesyJbTaTe Halla CUCTeMa U3 N KyGUTOB MPUXOMUT B COCTOSIHUE Y. ay,|y). (Mot
y
npejiosaraeM [y IPOCTOTHI, 4YTO YMCJIO KyOUTOB B KBAHTOBOM KOMIIbIOTEPE PaB-

HO pa3Mepy BXO[la, UTO, KOHEYHO, BOBce He 00sA3aTesbHO.) HakoHel[, Mbl BHIIIOJ-
HsieM u3MepeHUe U IoJlydaeM Ha BBIXOJle HEeKOTOpoe n-G1UTOBOe CJIOBO Y C Bepo-
ATHOCTBIO |at,, [,

To, uTO BEIXO/IHOE CJIOBO aJITOPUTMA CJIy4aiiHO, caMo Mo cebe He CTpaIIHoO: C Ta-
KO cuTyalel Mbl yKe BCTpeuyaJch, TOBOPSI O BEPOATHOCTHBIX aJTOpUTMax (cKka-
KeM, aJTOpUTMe IPOBEPKU POCTOTH). Hy’KHO TO/IbKO, YTOOHBL CJIOBO Y € OOJBIION
BEpPOSATHOCTBIO cofiepxasio B cebe nHOpMaIiio o BepHoM oTBeTe. Toraa, IOBTO-
PUB BHIUHCJIEHE HECKOJIbKO Pa3, MBI MOXeM CeJiaTh BePOATHOCTDb OLIMOKU Ipe-
HeOPeXUMO MaJiow.

O6cymm Tellepsb OoJiee MOAPOOHO KBAHTOBYIO YacTh aJrOPUTMa PasJioXKeHus
Ha MHOXuTe/M. Kak MBI BCKOpe YBUAMM, C IIOMOIIbI0 KBAHTOBBIX OIeparuil Mbl
CMOXeM HCKaTh HEKOTOphle 3aKOHOMEPHOCTH B Kod(ddullrieHTaxX Cylneplro3uinu
(nepuoguyHOCTh), U MHGOpMaIUA 06 3TUX 3aKOHOMEPHOCTAX IOMOXET pasJio-
XUTh YMCJI0 HAa MHOXuTem. Ho o 3Toro Mel JOJDKHBEL OydeM npeoOpa3oBathb
(«pacmakoBaTthb») n KJIACCHYECKUX OMTOB BXOJa B SKCIIOHEHI[HAJBHYI0 CYyMMY Ta-
KuM 00pa3oM, 4TOOHI 3TH 3aKOHOMEPHOCTH B K03 duIneHTax nosasuymce. ITocse
3TOro Apyrye olepanuy (1 3aK/I0UYNUTeSbHOEe M3MepeHre) O3BOJIAT UX HalTH.

Bcé 370 3ByumnT 60sI€€ YeMm 3araJlouHo, HO BCKOpe MBI BCe STH IMaru oobsic-
HUM. B pasgesie 10.3 MBI onucbIBaeM OCHOBHOM MeXaHH3M, HCIOJb3yeMBIH B aJi-
ropuTMe — KBAHTOBBIN BapuaHT ObicTporo npeobpasosanus ®ypwe (FFT). 3aTtem
MBI OIIMIIeM 3aKOHOMEPHOCTH, KOTOPHIE C ero IIOMOIIbI0 MOXHO HalTH, U CBeIEM
3aJavy pasJioxKeHusA Ha MHOXHUTEJM K IOMCKY TaKUX 3aKOHOMepHocTel. HakoHer,
MBI IIOKaXeM, KaK Ha [IepBoii cTaauy peo6pa3oBarh 3aJjaHHoe HaMm 4ucyio N B Cy-
MepIO3ULUI0 SKCIIOHEHINaIbHOT0 pa3Mepa, B KOTOPOI 3TH 3aKOHOMEPHOCTH CJie-
JyeT 1CKaTb.

Bot cxema asroputMa passoxeHuss N Ha MHOXHUTEJM C IOMOIIbI0 KBAaHTOBOT'O
KoMIbloTepa (BblAe/IeHHble KypCUBOM TepMUHBI OyAyT OObsACHEHH! Jajblie):

+ PazsoxeHre Ha MHOXHUTEM CBOAUTCA K HAXOXKAECHUIO HEMPUBLATHHOZ0 KBa0-
DamHozo KopHA u3 eduHUYbL IO MOAYyJHO N.

+ Haxox[eHHe Takoro KOPHs CBOAWTCA K BBIYMCJIEHUIO NOPAOKA CJAy4aiiHOrO
qrcIIa o MoayJmo N.
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« ITopsmok uurcya mo MoAyio N OKa3sIBaeTCs nepuodom HEKOTOPOI nepuoduye-
CKOll Cynepno3UInu.

+ Haxowner, neprofpl Cyriepno3uliiii MOXHO BBIUUCIHATH C TIOMOIIBIO KGAHIMOGO-
20 npeobpasosaHus Dypve.

Mbl HaUHEM C TIOCJIeJHETO IIara.

10.3. KBanToBOe npeob6pa3oBanue @ypbe

Kak MBI BUfle/ B IJ1aBe 2, BXOAOM npeoOpa3oBaHusa @ypbe ABjsieTcsaA M -MepHBIN
KOMILJIEKCHBIH BEKTOP o, a Pe3y/IbTaTOM [Ipe00pa3oBaHuUs ABJSIETCA BEKTOD f3, 1A
KOTOpOTO

[ B 1 11 1 .. 1 ][ a ]
B, 1 w? L M o
B, 1 1 w? ot WMD) a,

T B s 0l
[ By | |1 D gD w0 | | g |

31ech w — KOpeHb U3 eJUHULBI cTenieH:u M (koMmrsekcHsIH). [To cpaBHeHUIo ¢ ra-
BOI 2 MBI 06aBUM MHOXMTeTb M. OH HyXeH Jyii Toro, 4To0s cymma |f3;|2
paBHsIACh eMHUIIE, €C/IM OHA paBHA eJUHuIe 1A |a;|2.

HenocpezcTBeHHOe NpHMeHeHMe 3Toil dpopMyml Tpebyetr O(M?) maros. Ho,
Kak Mbl BUfles, ecyii M ecTh cTeneHb JBOMKH, ecTh 60Jiee 3¢ deKTUBHBIH CI1oco0,
Tpebytomuii Bcero O(M log M) maros. (Byaromapsi aTomy nridpoBas o6paboTka
CUTHAJIOB CTAaHOBUTCA peasibHOI.) MEI cefiuyac yBUAMM, YTO KBAHTOBbIE aJTOPUT-
MBI TIO3BOJIAIOT 3KCNIOHEHYUATbHO YCKOPUTD BBIUKCJIEHNA U BBINOJHUTH IIpeobpa-
3oBaHue ®ypoe 3a O(log® M) maros.

Ho, cripamuBaeTcs, Kak e BpeMs pabOThl aJTOPUTMa MOXET ObITh MeHbIIe
J/HBL BXoga? Jlesio B TOM, 4TO BXO[ KOAMpyeTcA Kak KO3(pGULIeHTHl Cyepro3u-
nur m = log M ky6uToB (y TaKOro COCTOSIHUA Kak pa3 2™ = M K03hOUIINEHTOB).

M-1
B Hamux 0603HAYEHUsAX Q) = D a;|j), rae a; —ammmTyia M-GUTOBOTO CJIOBA,
j=0
ABJIIOIErO JBOMYHOM 3anmuchio yncia j. (MoXHO cka3aTb, 4TO BeKTOpa |j) o6pa-
3yl0T 6asuc, a a; — KoIpOULUNEHTH pa3JiokKeHUs B 9TOM Gasuice.)

KBaHTOBHII asropuTM npeo6pa3oBanus Dypre mpeobpasyeT 3Ty Cyneprio3u-
U0, U 3To TpebyeT m = log M 3Tanos. ITlocje BBHIOJHEHUS OYEPEOAHOTO dTama
k035G ULIEHTH TeKyIlel Cynepno3ulny MpeCcTaB/AIT co60il MPOMeXyTOUHbIe
pe3yJibTaThl B cxeMe ObicTporo npeobpasoBanuia ®ypne. (CM. prucyHok 10.4, B3s-
THIM U3 I1aBH 2.) Kak MBI yBUOMM, KaXIBpIi 3Tall MOXeT OBITh peam30BaH Kak
MoCJIe/IoBaTeIbHOCTE log M ayileMeHTapHbIX onepanuii. Takum o6pa3oM, B 00IIei
CTI0XHOCTH MostydaeTcs log® M omepariuii, mocJie KOTOphIX K03hdUIHEeHTHI CyTep-
MO3UI[UM XPAHAT pe3ysbTat npeobpasoBaHus dypre.
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Puc. 10.4. Cxema 6bicTporo npeobpasopanus dypbe (KJ1acCUYecKoro) A1 BEKTOPOB JUIMHBI
M = 2" copepxutr m =log, M ypoBHefl.

a, Bo
oy B
ay B2
ag Bs
ay B4
as Bs
as Bs
a B7

Taxas ObICTpPOTa BBITJIIAUT 3aMaHUMBO, HO HAJI0O NUMeTh B BUAY, UTO TyT €CTh
HeKOTOpHIN nmofox. Kiaccuueckuili ayroputM npeobpasoBanua @ypbe peasbHO
BBIJIAET BCe KOMIIOHEHTHI pe3y/IbTHPYIOIero BeKTopa OHy 3a Apyroii. KBaHTOBHII
aJTOPUTM BMECTO 3TOTO CO3JAET COCTOSHUE, B KOTOPOM OHM ABJHIOTCA KO3hdu-
LHeHTaMH, U U3BJiedb UX (MM X0TA Obl OUH K03(GOUIEHT) HeJslb34.

W3mepssa pe3ysbTaT, MBI [IOJIyYUM B KauecTBe OTBeTa m-OUTOBYIO CTPOKY, IPU-
4€M BEPOATHOCTD MOJTyYUTh CTPOKY j paBHa |f3; |2. Tak 4TO MBI Ja%e ¥ OUH KO3d-
duireHT He y3HaéM — a TOJIBKO Y3HaéM OAUH M3 UHJEKCOB, e KBaJgpaT MOIYJIA
ko3ddunrerHTa He CIMIIKOM MaJl (3TOT KBaJpaT — BepOATHOCTD [OABJIEHUS 3TOrO
MHEKcA).
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TakuM 06pa3oM, ObLJI0 OBl YecTHee TOBOPUTh He O KBAaHTOBOM IIpeoOpa3oBa-
Huu Oypbe, a 0 KEAHMOB0LL 8blbopKe U3 npeobpazosdaHus Dypue:
M-1
Bx00: cymepmo3uius cucteMsl u3 m = log, M KyOUTOB, |a) = z(:) a;lj).
j=
Jleticmeus: mocienoBaTesbHOCTh 13 O(m?) = O(log® M) aeMeHTapHBIX
KBAHTOBBIX ollepaluii ¢ CUCTeMOH, B pe3yJsbTaTe KOTOPBIX OHA MPUXOAUT

M-1
B cocrosme |B) = D 1))
=0

Buix00: ciydaiiHoe m-6utoBoe yncyo j (apyrumu cyioBamu, 0 < j <M — 1)
0 pacrpefieieHH0 BeposaTHocTeil P(j) = | /3]-|2.

MoxHO cka3aTh, YTO KBAaHTOBOE ITpeobpazoBaHue Dypbe — 3TO OBICTPHIN CIIO-
o0 mOJIyYnTh XOTh KaKyl-TO MH(OpMAaIUI0 O pe3ysbTaTe IpeoOpazoBaHusa Dy-
pbe — a MMeHHO, y3HaTh KaKol-TO U3 ero He 04eHb MaJiblx kKo3ddunreHToB. Tou-
Hee, MBI y3HaéM He caM koaddurineHT, a nHAaeKc. C mepBoro B3rjiija TpyaHo cebe
MpeCTaBUTh, KaK MOXHO M3BJleUb MOJb3Yy U3 TaKON CKyqHOM nHpopmaluu. Oka-
3BIBaeTCs, YTO MHOTAA MOXXHO — U MBI ceiiyac o0CyuM, Kak.

10.4. IlepuoqUHOCTH

[pemosioXuM, 4TO MOCJIEAOBATEBHOCTD O, A1, ..., Q)1 AMeEET nepuon k, rae
k — nemress M. Torma o; = o jOpU L= j (mod k), 1 mocJieJoBaTeIbHOCTh pa3ou-
BaeTcs Ha M /k oOMHAaKOBHIX yY4aCTKOB [UIMHEL k. ByieM roBopuTh, 4TO COCTOSHHE
|at) mepuoguuHO ¢ nepuodom k u cOGUEOM j, €cJ B KaXOM U3 yIaCTKOB TOJIBKO
OJIVH YJIeH OTJIMYEH OT HYJIA, Y 3TO O, Ujyk, Ajyoks ---

Puc. 10.5. TIpumepsl NeproindYecKuX COCTOSHUN ([ToKa3aHbl HeHyJieBble KO3Q@UIIEeHTHI).

nepuon 3 ‘ ‘ ‘

0 3 6 9 M-6 M-3

nepuos 4 ‘ ‘ ‘ ‘ ‘

1 5 9 M-7 M-3

1A Takoro cocrosHusa BbiOOpKa K3 npeobpasoBanusa dypbe (IOBTOpEHHAA
HECKOJIbKO pa3) Mo3BOJEIET C O0JBIION BEPOATHOCThIO HANTH ero nepuo/i. B camom
JieJie, Kak Mbl yBUIUM (CM. BPe3Ky), BEPHO TaKoe yTBepX JeHHe:

[TycTh BXOOOM KBAHTOBOTO ajlTOpUTMa BBIOOPKU U3 ImpeoOpa3zoBaHusa dy-
pbe sABJIETCA COCTOSIHUE C MEPUOJIOM Kk M CIBUTOM j, TAe k — HEKOTOPHIiA
nesmress M. Torma uHaeKc Ha Beixoze 6yer kparen M /k, 1 Bce KpaTHbie
M /k omuHAaKOBO BEPOSTHBI.
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IIpeo6pa3oBanue dypbe NepUOIUIECKOTO0 BEKTOPA

PaccMOTpUM BEKTOP |a), KOTOPBIH uMeeT nepuof k u capur 0 (¢ HeHyJIeBBIMU
wieHaMU o, O, Aoy, ---, BCETo M /k miTyk). YTOGB CyMMa KBapaTOB BCEX MO-

JlyJieil HEHYJIEBBIX Y4JIEHOB PaBHAJIACH 1, cZiejlaeM X paBHBIMU 4/ k/M:

M/k 1
la) \/ IJk

B sTOM Cilyyae nmpeoGpa3oBaHue (Dypbe TaKxe OyIeT NePUOAUYECKHM C ITEPUO-
nom M /k u cagurom O:
k—
-1
i ZO %)

Joxazamemcmaeo. B cymme, onpegessiioneii mpeobpasoanue Oypbe, OCTAIOT-
€A TOJIbKO WIEHBI C HOMEPaMU, KpaTHBIMU k:

B mpaBoii YacTU CTOUT reoMeTpuyeckas mporpeccus u3 M /k 4jieHOB co 3HaMe-
HatenieM /. Ecrm jk xpatHO M, TO 3HaMeHaTeJlb paBeH 1, Tak Kak w — KOM-
IJIEKCHBI KOpPeHb U3 euHUNEI crerieHn M. Torma cymMma mporpeccuyl paBHA
M /k, Tak uto f3; = 1/vk npu >tux j (TO ecth mpu j, KpaTHEIX M /k). Ecrm xe
jk He kpaTHO M, TO MOXHO BOCIOJIb30BAThCs GOPMYJION AJI1 CyMMBI F€OMEeTpH-
geckoit mporpeccu, (1 — w/*M/K))/(1 — %), B koTOpOIT Teneps 3HaMeHaTes b
He paBeH HyJI0, a YMC/MTeN b paBeH HyJno (Tak kak jk(M /k) = jM xpaTtHO M,
aowM=1).

B urore f§; = 1/Vk nipu j, xpaTHBIX M /K, 1 f3; = 0 mpu OCTaJIbHBIX j. O

Ecm ke MCXOOHBIN BEKTOP UMeeT mepuof k co capurom [ < k, To ecTb

M/k—1 .
)= D 4/ lik+1),
j=0

TO mpeobpaszoBanue ®ypbe f mo-npexHeMy OyAET COCPEAOTOYEHO B KPATHBIX

M /k:
1 k=1 iM
— M/k | [ 72
B ﬁZOw ‘ k >
=

DTO IOKA3BIBAETCA NPUMEPHO TaKUM K€ BBIUKCJIEHHEM, KaK U paHblie (yImpax-
HeHue 10.5 mokasplBaeT, YTO CABUT B apryMeHTe COOTBETCTBYET YMHOXEHUIO
KOMIIOHEHT pe3yJibTaTa Ha [IOAXOAIIre MHOXUTEIH).

OTcrofja Mbl 3aKJ0YaeM (10 JMHEHHOCTH), YTO y JTOOOTO COCTOSIHUSA C Mepu-
ozoM k peoGpa3oBaHre Oypbe cOCPEIOTOUEHO B KOOPAMHATAX, KPaTHRIX M / k.
Ec/m x ToMy ke JMIIb OUH KO3(M@UIIMEHT B IIeprojie UCXOJHOI'0 COCTOAHUSA OT-
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JmdeH ot 0, TO HEHyJieBbie KO3(pdUIMEHTH! B TpeoGpasoBaHuu Oypbe UMEIOT
paBHbIE MOJIYJIM, ¥ IIOCJIEAYIOIas BBIOOPKA JACT HaM OAHO U3 k TAKMX KPaTHBIX
¢ BepoATHOCTHIO 1/k.

Teneppb MBI MOX€eM BHITIOJIHUTh ONKUCAHHYIO IPOLIeAyPY HeCKOJIbKO pa3 U B3ATh
HanOOBIINKI OOIUI eJTesh MOJIyYeHHbIX MHJEKCOB. HecsIoXHO cooOpa3uTh,
YTO ¢ GOJBIION BEpOSTHOCTHIO ITOT JemTesb OyneT paBeH M /k, v TeM caMbIM
MBI CMOX€EM HaUTH HepPUoJ k BXOAHOHN MOCJIeA0BATEbHOCTH!

O1leHUM BepOATHOCTH MOJIydeHMs NMPaBUJIbHOTO HauOOJbIIero odIero Aem-
TeJIA OMMCAaHHBIM CITOCOOOM.

JlemMma. PacawompuM S uuceJsi, Hezasucumo GblﬁpaHHle us

0 M 2M —(k — 1M
> b k PR k
(ece k 3HaueHuti pagroseposamHsl). Tozda ¢ 6epoAMHOCMbIO Kak MuHumym 1 — k/2°
Haubo/mwwuti 06wuti desiumestb GbLOPaAHHbLX Yucest paceH M /k.

Jlokazamestocmeo. 3TO MOXeT OBITh He Tak, JIMIIb €CJd Bce BRIOpaHHbIE YICJIA
KpaTHBI HEKOTOpOMY j - M /k tipu HekoTopoM j oT 2 fio k. BeposiTHOCTD 3TOr0 (17151
¢buKcupoBaHHOrO j) He IpeBocXouT 1/j < 1/2 npu oJHOM HCIBITAHUU U TEM Ca-
MbIM 1/2° TIpH s UCIIBITAHUSX.

Tenepb HaZIO CJIOXKUTh BEPOATHOCTH AJI1 PA3HBIX j Y TOJIYYUTH OLE€HKY AJIA UC-
KOMOI1 BEpPOATHOCTH (BEPOATHOCTh TOTO, YTO MPOU3ONIET OOHO U3 COOBITHI, He
6oJblle CyMMBI X BepOSATHOCTel). B uTore mosiyuaeM, 4To BepOATHOCTh HexXeJia-
TEJIbHOT'O McXo/a He Gosbiie k/2°. O

OTy BEPOATHOCTb MOXHO CAEJIaTh CKOJIb YTOAHO MaJIOl, eCJI S B3ATb JOCTAaTOU-
HO OOJIBIIIMIM.

10.5. KBaHnToBbBI€E€ CXEMBbI

MsbI ynoMuHaM, YTO KBAHTOBBIE CXEMBI MOTYT BBIYHUC/MTD ITpeobpa3zoBaHue Dy-
pbe — HO He 00BsCHUM, KaK 3TO AejaeTcs (M Jaxe 4TO 3TO 3HA4UUT). UTo mpen-
CTaBJHAIOT cOOOLI KBAHMOBblE CXeMbl, O KOTOPHIX UAET pedb, U KaK € UX IOMOIIIBIO
OBICTPO BHIYMCIUMTE IpeobpasoBanue dypoe?

10.5.1. DjileMeHThI KBAHTOBBIX CXE€M

B kJlaccryeckoM cJiydae CXeMBl CTPOAT U3 (PYyHKIMOHAJBHBEIX 3jleMeHTOB (AND,
NOT u T.11.), IMEIWX OfH WJI1 ABAa BX0/a. AHAJIOTUYHKIM 00pa3oM MbI OyieM
paccMaTpuBaTh KBAaHTOBBIE ONE€paliy ¢ OAHUM WJM JByMsA KyOuTamu. PaccMoT-
puM npeoGpasoBanue Anamapa H, KoTopoe rnpeo6pasyeT cocTostuus |0) u |1) Tak:

0) —| B [ —=[0)

% >, 1) — H > —=0)——=1).

1 1 1
+ 51 Vo,
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Ecym B ;2060M U3 MOJIyUMBIINXCA COCTOSTHUI IPOM3BECTU U3MepeHHe, TO OHO
pact O wm 1 ¢ paBHBIMU BepoATHOCTAMU. Ho MBI MoXeM NpHMeHUThb 3JIeMeHT
Afnamapa 1 Ko BXOJy B COCTOSIHUY CYTIepIO3ULuu o |0) + a;|1), u pe3ysbTar onpe-
Jles1AeTcs 110 JIMHEeHOCTH:
ay+ay oy — Qq
H(a|0) +a;|1)) = aoH(|0)) + a, H(|1)) = 7 7 1).

ITo aTO¥ popMmyJie Jilerko IPOBEPUTH, UTO ABYKpaTHOe IpUMeHeHue IIpeoopa3oBa-
HUA Afjamapa Bo3BpaljaeT KyOUT B MCXOAHOE COCTOSTHHE.

Jpyroi1 6a30BHIi1 2JIleMeHT — yripaBjsieMoe oTpurjanue (controlled NOT, vym
CNOT). OH npumeHseTcsa K ByM Kyoutam. [lepBriil (yrpaBiswommii) Kyour ro-
BOPUT, HYXHO JIM1 obpaliaTh BTOpoil (HO caM He MeHseTcs). Ecim nepBbiil paBeH
HyJII0, TO BTOPO¥ OCTaéTcs 6e3 u3MeHeHNUs, ec/Ii paBeH eJMHulle — To obpalaeT-
cs. Ckaxem, CNOT(|00)) =|00) u cNOT(|10)) =|11).

0) +

—_— 4

|00) |00) |10) |11)
—_— —

B oTymune ot aneMeHTa Agamapa, 3JieMeHT CNOT nmpeoOpasyeT Oa3uCHEIE CO-
CcTOsHUA B O6a3HCHBIE, TaK YTO OH 3aJa€T HEKOTOPYI0 IepPecTaHOBKY 4 KJjaccuye-
CKUX COCTOAHUI CHCTEMBI U3 JBYX OUTOB.

Jpyroii KBaHTOBBIH 3JIeMeHT (YIIpaBJEieMblii cBUT (pa3bl) MBI ONUIIEM B JaJIb-
HeMImeM, KOraa OH HaM IMMOHag00UTCH.

ME&I onucam felicTBYe 3J1eMEHTOB Ha COCTOSAHUSA CUCTEMBI M3 OJHOI0 U ABYX
KyouToB. HoO MOXXHO MIPUMEHUTD 3TOT 3JIEMEHT U K ofHOMY (MJIM ;ByM) KyOuTam
CUCTEMBI U3 n KyouToB. KBaHTOBasA MeXaHUKA MO3BOJAET CKa3aTh, KaK MPU 3TOM
n3MeHATcA Bee 2" koaddunrieHTOB cucTteMsl. IlycTh, cKaxkeM, crcTeMa HaXO[u-

Jlach B COCTOSIHUU O = Z a, |x), U MBI IPUMEHUJIU 3JIeMeHT AJjlaMapa K epBo-
x€{0,1}"
My KybuTy. Torzia HOBoe coctosHue 3 = Z B.|x), cormacHo npaBusiaM KBaH-
x€{0,1}"
Qoy + ayqy Qgy — Oy

TOBOI MeXaHUKH, Oy[eT UMeTh K03buIneHTH 3, = up,=——-
’ oy V2 v V2
st oboro (n — 1)-6urosoro cyddukca y. [[pyruMu cjioBaMu, SJIEMEHT Aamapa
IpUMEHsAeTCs NapajUleJIbHO K an-t rpynnam u3 ApyxX Ko3gpduiiieHToB (414 Kax 10-
ro y cBofA rpymma). UMeHHO 3TO U 03BOJIIET KBAHTOBBIM aJITOpUTMaM paboTaTh

Tak 6bICTPO (B YaCTHOCTH, IIPU BBIUKCJIEHNH IIpeoGpa3oBaHus dypoe).

10.5.2. /IBe oCHOBHbIE KBAaHTOBBIE CXEMBI

Ha pucynke, nzo6paxatoieM KBaHTOBYI0 CXeMy, HadasjbHble COCTOSHMA BXOJ-

HBIX n KyOHUTOB N300paxarTcA NpoBoAaMu (ciieBa). Kaxk Aplil KBAaHTOBBIN 3JleMEHT

noAsepraeT NpeoOpa3oBaHUI0 BXOZAIIME B HETO CJleBa KyOUTHI, B pe3yJbTare ue-

rO COCTOsIHME BCEM CUCTEMBI U3MEHAETCs, U C IPaBOI CTOPOHBI PHUCYHKA IPOBOAA

0603HAYaAT PE3yJIbTHPYIOIIee COCTOSTHIE KYyOUTOB IMOCJIe BCeX MpeoOpa3oBaHUM.
Ha BepxHeMm ypoBHe HaM IOHAA00ATCA ABe KOHCTPYKL{AU:

KBaHTOBO€e npeobGpa3oBaHue @Dyphe nosydaer n KyOUTOB B HEKOTO-
POM COCTOSIHUY |@) U BBIAET cocTosiHue | ), koapduIeHTH KOTOPOTo II0-
JiyyaroTcs mpeo6pasoBanueM Dypre 13 K03hGULNEHTOB |a).
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Kiaccnyeckue BBIYMCJIEHUA MOTYT OBITh IIpeoOpa30BaHBl B KBAHTO-
Bhle B cjefyiolieM cMbicyie. ITycTs ecTh (Kilaccuueckass) QyHKIMsA, peod-
pasyiolas n-61uToBble cjoBa B m-0HUTOBEIe. COOTBeTCTBYIOImAA (Kaccuye-
CKas1) cxema MMeeT n BXOJIOB U M BBIXOJO0B. Toraa MOXHO IOCTPOUTH KBAaH-
TOBYIO CXEMY, UMEIONIYI0 N + m BXOJOB M BBIXOJIOB, C TAKUM CBOICTBOM.
Ecym mopath Ha BxoJ HEKOTOpoe OUTOBOE CJIOBO X U m HyJIeli, TO Ha BBIXO-
Jie MBI [ToJIyurM X 1 3HadeHue f (x) (COOTBETCTBEHHO Ha IIEPBOI U BTOPOI
rpyIIIie BBIXOJOB).

B x|  —x
x C — f(x) ] I
0— [=f(x)
KJlaccryeckas cxema KBAaHTOBAaA cxeMa

3ameTnM, 4YTO MOKa pedb NIa O NpeoOpa3oBaHMU 0asMCHBIX COCTOS-
HUH. JIMHEIHOCTh TapaHTUPYET, YTO eCJIM MOJJaTh Ha BXO/I TAKOU CXeMBI Cy-
TIepHO3HUITMI0 6a3HCHBIX COCTOAHMIA |x, 0F) ¢ KakuMu-To Ko3hdUIIeHTaMH,
TO MOJIyYUTCA CyMMa cocTostHuII |x, f(x)) ¢ TeMu xe KoadduirieHTaMum.

B npuHIMNe MOXHO NPUHATH HAa Bepy BO3MOXXHOCTb IIOCTPOEHNS TaKHX CXEM
Y MICXOJIAl U3 DTOTO IIOHATh paboTy aJrOpUTMa pasJioxkeHusA Ha MHOXUTem. OHa-
KO 11 6oJiee OTOIIHBIX YMTaTesIell MBI ONUIIeM [ToApoOHee yCTPOICTBO KBAHTO-
BOro npeobpasosanus ®Oypbe B creAyooleM pasgesie. O MOCTPOEHNY KBAHTOBBIX
aHaJIOrOB KJIACCUYECKUX CXeM CM. yrpaxHeHue 10.7.

10.5.3. CxeMma KBaHTOBOTrO nIpeob6pa3oBaHusa dypbe

BcroMHMM, Kak MBI B pazfesie 2.6.4 CBOIM/IM BhIUMCJIeHN e Tpeobpa3oBaHua Dypbe
BeKTOpa JyMHB M K AByM Ipeobpa3oBaHMAM BEKTOPOB MOJIOBUHHOTO pa3Mepa.

FFT,, (Bxom: a, ..., Ay_1, BBIXOX: By, --., Prr—1)

ay —1 -
ay —] -
1 FFTup Bj

aM_2 — I

oy —| -
— FFTy, ),
L 2 g2

/5]'+M/2
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[TocMoTpuM, BO 4YTO 3TO IIpeBpallaeTcss B KBAaHTOBOM cJiydae. Bxop Temepb
MpeJICTaBJIET COOO0M BEKTOP U3 M = 2™ aMIIMTy/] CUCTEMBI U3 m KyOuToB. Pa3ze-
JleHHe ero KOMIIOHEHT Ha Y€THble ¥ HeYETHbIe IPOMCXOAUT 10 3HAUeHUI0 OJJHOTO
13 KyOuToB (MJIauIero u3 m paspanos). Takum o6pa3oM, MBI JJOJDKHBI PEKYPCHB-
HO NPUMEHUTH NpeobpasoBanre Dypbe MeHbIero pasMepa OTAebHO K Ko3hdu-
LMEeHTaM IIPU TeX COCTOSHUAX, TJie MJIAJUINYI KyOUT paBeH HYJIO, U OTAEJIbHO —
IIpY TeX, Iie MU KyOuT paBeH eHULIe.

KmoueBoe 06CTOATEIBCTBO: AJIA 3TOrO AOCTATOYHO MPUMEHUTH CXeMy peod-
pasoBaHus dypbe MeHbIIEro pasMepa K ocTaJlbHBIM m — 1 Kyouram. IIpu sToM
HeoOXoAuMble AelicTBYsA OyyT aBTOMAaTH4YeCKU BBINOJHEHH apajuleSlbHO AJIA OfI-
HOH U Jipyroii rpynnsl. TeM caMbIM BMeCTO ABYX 3a/ia4 MeHbIllero pasmepa (Kak B
KJIAaCCUYeCKOM cJIyyae) MBI [10JlydyaeM TOJIbKO OJHY — U 3a CYET 3TOr'0 KBAHTOBHII
aJITOPUTM 5KCIOHEHIMAIbHO ObICTpee KJAaCcCUiecKOoro.

m — 1 xyGuToB QFTy/n — — QFTy,

MJIAQINHN KyOuT @

Ho 3To0 emé He coBceM BCE: pe3ysbTaThl BHIIIOJHEHHA Ipeobpa3oBaHuA AJIA
KaXxJOU IOJIOBUHBI HYXHO CMelmIaTh € NOAXOAAIUMU KoddgdurueHtamu. Ecu
BCIIOMHHUTH COOTBETCTBYIOIYI0 (HGOPMYJLy, TO BUAHO, UTO KOIDPUIIUEHTHI ¢ MHAEK-
camu j u M /2 + j Hamo cyioxuth (OJ1 noyyyeHus j-ro koadduiueHTa BHIXOTHO-
ro BekTopa) u Bbiuects (st (M /2 + j)-ro). TouHee, K03bPULILIEHT C UHIEKCOM
M /2 + j Hafio IpeABapUTESIbHO «CIBUHYTH MO ¢aze», YMHOKUB HA MOIXOIIYIO
CTeleHb w.

Ecm 6v1 3TOrO cBura He OBLJIO, TO HYXHOe IpeoOpa3oBaHue — OOHOBpPEMeH-
HO /11 Bcex K03(pdULNEeHTOB — MOXHO ObLJIO OBl BBIIIOJHUTD, IPUMEHUB 3JIeMEHT
Apnamapa k crapiieMy KyouTy. Mel yxe roBOpUJId, 4TO Takoe ITpeobpa3oBaHue na-
pasuleslbHO KOMOMHMpYeT KoaddurireHTs ¢ nHAekcamu Ox u 1x, 4To Kak pa3s (ec-
JIM TIepefTH OT JBOUYHEBIX CJIOB K YKCJIAM) COOTBETCTBYET MHAeKcaM x U M /2 + x.
Tak 4TO 1 B 3TOU YacCTU — KakK 3TO HU YOUBUTEJILHO Ha MepBbIl B3IJK— OCTa-
TOYHO BCETro OHOr0 KBAHTOBOTO 3JIeMeHTa.

MbI noka He OOBACHUIM, KaK 0OecleuuTh B IPOMeXyTKe MexXAy STUMU JBY-
MA JileficTBUAMHN HeoOXoAuMBbIH capur ¢asel. Ecim mocMoTpeTs Ha GopMyJIBl, TO
BHU/HO, YTO 3TO HYXXHO CAeJIaTh TOJIbKO i1 MOJIOBUHEI KO3(QuIleHToB (TaM, rae
cTapmuii 6uT 1) 1 9To K03GPUIUEHT ¢ HoMepoM M /2 + j HaJi0 YMHOXHTD Ha .
YMHOXeHHe Ha 1, w, w?, ..., ©"/>71 MOXHO peaym30BaTh B HECKOJIBKO LIATOB:
CHayaja YMHOXHUTh Ha w Te K03hduLneHTHl, rae TpebyeTcsa HeUETHAs CTeleHb j
(paBeH eguHMIle MJAMUINE OUT MHEKcA), 3aTeM YMHOXHUTh Ha w? Te k03bdunu-
€HTBI, Tle BTOPOU cipaBa OUT MHIEKCa paBeH eqUHUIle, U TakK JaJiee. Ecm paso-
6paThbCs, TO BUAHO, YTO 3TO MOXHO CAeJaTh C MOMOIbI0 HECKOJIbKUX Ollepariui
yCJIOBHOTO cBura ¢assl — onepanuu HaJ AByMsA KyOuTamu, KOTOpas OCTaBJIieT
|00), |01) u |10) Ge3 uameHenwus:, a |11) yMHOXaeT Ha HEKOTOPOE KOMILJIEKCHOE

YHCsI0, O MOAY/IO paBHOe ejuHuIle (w, w?, w* 1 T.1.), — MaTpuIia Takoro mpe-
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obpa3zoBaHUsA AUaroHaJbHA, M HA AUAroHaJIM CTOAT TPYU €IMHUIBI U OJJHO YHCJIO,
paBHOe efuHUILe 10 Moy 0. (HamoMHuM, 4TO HaM HY>XHO YMHOXAaTh JIMIIb KO-
3 PuIieHTs, ¥ KOTOPHIX CTapUIil OUT U ellé ofuH OUT paBHHI emuHUIle.) Bcé
3T0 (KOro M Ha YTO HAJI0 YMHOXAaTh U KaK CKJAIpIBaTh) yAOOHO MpOCieqUTh Ha
puc. 10.4; 3ameTHUM elé, 4YTO IepecTaHOBKA KBAHTOBBIX OMTOB He MpeJCTaBJiieT
CJIOXKHOCTH, TaK KaK MBI pa3peliaeM BHIIOJHATH OMEePAINH C JEOOBIMU TapaMu Ky-
OUTOB.

Hrak, cxema KBaHTOBOro mpeobpaszoBanus ®ypbe ommcana. Kaxapii U3z m
ypoBHel1 pekypcuu B Helt Tpe6GyeT O(m) = O(log M) onepanuii, BCETo MoJIyuyaeTcs
0(m?), To ects O(log® M) KBaHTOBBIX OIEPAI[HIL.

10.6. TIepuOOUYHOCTD U Pa3JIOXKeHNEe HAa MHOXKUTEJU

MBI BUJIeJM, KaK MOXHO KCIIOJIb30BaTh npeobpasoBanrie Oypbe [ OThICKAHUSA
mepuoja. [TokaxeM Temepb, KaK (3a HECKOJIBKO MPOCTHIX IIaroB) MOXHO CBECTH
pasJiokeHre Ha MHOXUTE/A K OTBICKAHUIO TIEPHO/IA.

[TycTh JaHO HEKOTOPOE I1eJioe MoJIoXkuTebHOoe N. HempusuamHbsiM Keadpam-
HbIM KOpHeM u3 N Mbl GyfieM HasbiBaTh 4MCJIO X, Ay KoToporo x2 =1 (mod N),
HO x Z £1 (mod N). (Cp. ¢ ynpaxuenusmu 136 u 140.) 3Hasg HETPUBUAJBHBII
KBaJIpaTHBIN KOPEHb, JIETKO Pa3JiokUTh N Ha JBa MHOXUTEJIS, He PAaBHBIX €JHU-
1e (1 3T¥ MHOXUTEM MOXHO pasJjiarath AaJblie, oKa He J0UIEM 0 POCThIX).
Bot kak 31O fesnaetcs.

Jlemma. ITycmb X —HempueUWTbHLLY KeadpamHwlii kopeHs u3 N. Tozoa uucso
HOMl(x + 1, N) asmaemca desmumesiem N, omsmunsim om 1 u N.

Jloxazameymcmao. Iockomky x2 =1 (mod N), To x2 — 1= (x — 1)(x + 1) nermt-
csa Ha N. Ho Hu oquiH u3 comuoxuteseit (x — 1) u (x + 1) mo ycsoBuio Ha N He
JIeJIITCsl, I03TOMY HEKOTOpBIe IIPOCThie MHOXUTe M N IOJDKHBI BOMTH B OJIUH CO-
MHOXUTEJb, a Jpyrve — B Apyroil. B takoit cutyaruun HOJ(x + 1, N) (a takxe
HOJ[(x — 1, N)) GymeT cofepxath TOJHKO HEKOTOPEIE COMHOXHUTEM N . O

Ilpumep. Ilycte N = 15. Torga uncyio 4 ABJIAETCA HETPUBUAJIBHEIM KBaJAPAaTHBIM
xopHeM u3 N, mockobky 4> =16 =1 (mod 15), Ho 4# +1 (mod 15). Kak u npes-
ckaspiBaet Jiemma, HOJ[(4 — 1, 15) =3 u HOJI(4 + 1, 15) = 5 oka3sIBar0TCs HETPU-
BHAJIbHBIMMU JleJmTesiMu 15.

Ham noHago6uTcs emé ojHO MOHATHE, YTOOh YCTAHOBUThH OOElIaHHYIO0 CBA3b
C MepUOIMYHOCTHIO. ITopsdkom Yucsa X 1o Moy/mo N Ha3bBaeTCs HauMeHbIIIee
TOJIOXKUTEJIbHOE IIeJI0e YKCJIO 1, py KoTopoM x” =1 (mod N). Hanpumep, nops-
JIOK 4rcia 2 o MoAy o 15 paBseH 4.

3ajaua oTbiCKaHUA NOPAAKA CJIy4aliHOro ocTaTka o MoAy/mo N, Kak Mbl YBU-
1M, CBsI3aHa C OThICKaHHeM HeTpUBUAJIbHOTO KBaJApaTHOro KOopHA U3 N (4 TeM
caMbIM C pasJjiokeHreM Ha MHOXUTE). DTO BUJHO U3 CJie[lylolllell JIeMMEI.

Jlemma. ITycmb N — HeuémHoe cocmagHoe Yucsio, umMeroujee KaKk MUHUMym 08a pas-
HbLX NPOoCMblX MHOJICUMesTA. Boibepem ciyuativoe uucsto x om 0 0o N — 1, 83aumHo
npocmoe ¢ N, cuumas 6ce makue uucia pagHogeposmusimu. Tozda ¢ @epoamHo-
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cmoio 1/2 wi 6osmwue nopAadoK r wucia x no modymo N okaxcemcs 4émHolm, a
yucno x"'? 6ydem HempusUATLHHIM K8aAOPAMHHIM KopHeM u3 N.

JlokazaTesbCTBO TOM JIEMMBI Mbl OCTaBJIIEM YUTATENIO B KaYeCTBe yIpaxHe-
Huyst. OHA MOKA3BIBAET, YTO MOXHO pasJiarath 4ucjio N Ha MHOXHUTEH, yMesl BbI-
YUCJIATH MOPANOK. JIOCTaTOUHO B3ATh CJIyYalHBIN OCTAaTOK X 10 Moy o N. Ecym
OH He B3aUMHO pocT ¢ N, 4To MoxHO npoBeputh 1o HOJ[(x, N), To MbI cpasy mo-
JIyuaeM pasJiokeHre Ha IBa MHOXUTEJS, oquH u3 Kotophix HOM(x, N). Ecm xe
X B3aMIMHO TPOCT ¢ N, TO BEIYUCJIAEM MOPAOK — C BEPOATHOCTHIO 1/2 mm Gosee
OH OKaXXeTcsl YETHHIM U JACT HETPUBHUAJBHbIF KBaJpPaTHBIN KOpeHb. TeM camMbiM
MBI CMOXEM PazjiokUTh N Ha iBa MHOXUTEJIA.

Ipumep. TIpu x =2 u N = 15 nopsagok oka3siBaeTcsi YETHBIM (OH paBeH 4, n
2* =16 =1 (mod 15)). Bo3BoAsg X B HOJIOBUHHYIO CTelleHb, IIOJy4aeM X2 = 4,
U 3To OyJleT HeTpUBUAJIbHBIN KOpPeHb U3 15, Mo KOTOpOMYy MOXXHO HaWTH Jesu-
tesb N, Hanpumep, HO(x + 1, N) =5.

TakuM o6pa3oM, Mbl CBeJIM 33a[a4yy pasJiokeHusA Ha MHoxutemm (factoring)
K 3a7jaye OTBICKAHWsA MOPsAAKA OcTaTKa mo JaHHoMy mopysmo (order finding).
[IpenMylliecTBO BTOPOH 3aJjaud B TOM, UYTO OHa CBf3aHA C €CTECTBEHHOH Iepu-
ommueckoil GyHkuuein. [Ipu qaHHBIX N U X MBI MOXEM PAacCMOTPETh (HDYHKIIHIO
a— f(a)=x"mod N. Ecm r — IOpAIOK X 1m0 MoAy/i0 N, TO r GyAeT IepruoaoM
MoCJIeJIOBaTeJIbHOCTY 3HaUeHUHN (PyHKIUH f :

fO=fr)=f2r)=...=1, f(=fr+)=fC2r+1)=..=x

U Tak Jajiee. 3aMeTUM, 9YTO GYHKLUUIO f MOXHO OBICTPO BBIYKCJIATH C IIOMOIIBIO
TOBTOPHOT'O BO3BeJleHUs B KBaapart (ayroputm paszesia 12.2). Takum ob6pasom,
OCTaJIoCh MOHATH ([ pazyioxxeHus N Ha MHOXUTEN), KaK MOXXHO C TIOMOIIIbIO
dyHKIIMY f OpraHU30BaTh CYNEPIO3UINI0, KO3GOUIIUEHTH KOTOPOI OYAyT UMETh
Iepuoj 1; Mocje 3TOr0 MBI MOXEM C MOMOIIBI0 TIOBTOPHOHM BHIOOPKU U3 KBaH-
TOBOTO IpeoOpa3oBaHusa @ypbe ¢ OOBIION BEPOATHOCTBIO HAWTU 3TO ' U 3aTeM
HCI0JIb30BaTh €ro JJI1 OTHICKAHMA HeTPUBHAJBHOIO KOpHA M3 N U TeM caMbIM
HeTpUBHAaJbHOr0o MHOXUTe1. Kak 3T0 fenaercs, 06bsiCHeHO HIKe (CM. BPeE3KY).

O mpeBpallleHNU KJIACCUYeCKOoU cXeMbl B KBaHTOBYIO IIOJpOOHee CM. B YIIpax-
HeHuu 10.7.

10.7. KBaHTOBBINM aJTOPUTM pa3JioKeHUA Ha MHOXUTEJII

Tenepb MBI MOXeM coOpaTh BMeCTe OIMCAHHBIE BHIIE KOMIIOHEHTH KBAHTOBOI'O
aJropuTMa pasJioxXeHusA Ha MHoxuTes (cM. pucyHok 10.6). [Tockosbky 3a moym-
HOMUAJIbHOE BpeMs MOXHO IIPOBEPUTb, ABJIAETCA JI BXOJ NPOCTHIM YKCJIOM WU
CTeIleHbI0 IIPOCTOro 4ucia, OyAeM CYMTaTh, YTO 3TO yXe cAesaHo. JIocTaTOYHO
paccMoTpeTh cilydali, Korja JaHHOe HaM 4ucJjio N ABJIIeTCs HeYETHBIM COCTaBHBIM
YHCJIOM, UMEI MM KaK MUHUMYM [Ba Pa3JITYHBIX IPOCTHIX MHOXUTEJIA.

Bx00: cocTaBHOe HeuéTHOe umcjo N (uMemliee Kak MUHUMYM [Ba IIpoO-
CTBIX MHOXHUTEJIA).
Bblx00: oqyiH 13 MHOXUTeJIel yrcya N.
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Puc. 10.6. KBaHTOBBIIT aJTOPUTM Pa3JIOXKEHNS HA MHOXUTEJI.

0 I — | QFTy, QFT,, r3MepeHue
fla)=
x*mod N
I — u3MepeHue
0 —
f f
1 M ] Mol
— — 2 mod N
FBRO T 5 lexman

1. BeiGupaeM ciiyyaiiHoe (paBHOMEPHO pacIpefieJIEHHOE) YKCJIO X Mexay 1 u
N — 1. (Ecomt HOJI(x, N) # 1, TO MHOXUTEJIb YK€ HaleH, TaK 4TO CYMTAEeM X B3a-
HMMHO 1pocThiM ¢ N.)

2. B xauectBe M BwIOepeM cTemeHb IBOLMKU, O/m3Ky0 K N. (TouHee roBops,
Jyuiie Beero BeI6path M &~ N2, Ho 00bsACHEHHE 3TOTO BHIXOUT 3@ PAMKHU HAIIEro
pacckasza.)

3. [loBTOpsieM s =2 log N pa3 Takue OeliCTBUA:

a. CioBa U3 HyJeBBIX OMTOB ITOMeIaeM B [1Ba KBAHTOBBIX PETUCTpa, NEePBhI
13 KOTOPBIX BMEIaeT B cebs 0CTaTOK M0 MOAY./0 M, a BTOpOi — 1o Moy o N.

b. Ucnosmayem nepuoandeckyo pyuknuio f(a)=x* mod N 111 co3qanus me-
pUOAMYECKON CyNeprno3uluu JyMHE M (CM. COOTBETCTBYIOIIYIO Bpe3KYy):

(i) ITpumeHsieM KBaHTOBOe MpeoOpa3oBaHre Dyphe K IEPBOMY PETHCTPY U TO-
M-1
.. 1
JlydaeM B HEM CYNEPIO3ULNI0 ) —Mla, 0).
a=0
(ii) Beruucsiaem f (a) = x“ mod N ¢ UCITOJIb30BaHLIEM KBAHTOBOM CXEMBI, ITOJIy-
M-1

YaeM CyIepIIO3ULIII0 Z —Ia x® mod N).

T

(iii) M3mepsiem co,z[epxcHMoe BToporo peructpa. IlocJie 3TOro NepBHIN PErucTp
M / r—1

COMEPXKUT MEePUOUYECKYI0 CYIEPIO3ULNI0 |a) = Vi "|jr + k), toe

k —HexoTtopsiii cBur mexagy Our —1,ar — I'[epI/IOJI[ X 1o mopyyxo N.

c. IIpon3Bo M KBaHTOBYIO BHIOOPKY 13 NpeoGpa3zoBaHus Dypbe MepBoro pe-
TUCTpa, [oJyyas B pe3yjbTaTe HeKOTOphli nHaekc mexay 0 u M — 1. (To, uto y
Hac ecTh elllé 1 BTOPO Perucrp, He noMexa — IIpPOCTO KO BCEM COCTOSHUAM [IO-
6aBJIeTCA MTOCTOSIHHOE 3HaUYeHle BO BTOPOM PErucTpe.)

[Tyctp g — HanbOsBLUINI OOLTNI Ae/MTe b TOJyYeHHBIX UHAEKCOB ji, ..., J;-

4. Ecom M /g 4étHo, To Berancssiem HOZ(N, xM/2¢ + 1). Ecym MbI mosyqnm
HETPUBUAJIbHBIN feJmTesb N, BBIJAEM €ro B KauecTBe Pe3yJIbTaTa, €CJ/I HET — I10-
BTOPSIEM BBIIIOJIHEHYE aJITOPUTMA, HAYMHAs ¢ mara L
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Cynepno3unus ¢ nepuogieckumMu Ko3dpunueHTamm

[MokaxeM, KaK KCIIOJb30BaTh MepruoauaHocTs GyHknun f(a) = x® mod N s
MOJIyY€eHUs CYTIEPIO3ULNH C IEPUOAUYECKUMU KO3 hDUITEHTAMU.

+ Bo3bpMéEM /IBa KBAHTOBHIX perucrpa (Habopa KyOUTOB), B KOTOPHIX M3HAYaJIb-
HO BCe KyOUTHI HAXOIATCA B HYJIEBOM COCTOSIHUM.

+ [IpumeHHUM KBaHTOBOe NpeoOpa3oBaHue Dypbe k IEPBOMY perucTpy (cocro-
sameMy u3 m=log M xkyourtos). B pe3ysbTrare B HEM IOSABUTCS CyIEepPIO3ULIUA
Beex 3HaueHMii oT 0 1o M — 1 ¢ xoaddurmentamu 1/vM npu KaxgoM U3
Hux. (B camom Jiesie, BHayasie ko3doumuent mpu |00...0) ObLI paBeH eauHU-
1le, a OCcTaJlbHble — HYJII0, OCTaéTCA BCOOMHUTH (POPMYJTy, 3aJal01IyI0 Ipeod-
pasoBaHue dypne.)

» TIpuMeHsieM KBAaHTOBYIO CXEMY, COOTBETCTBYIOII[YIO KJIACCHYECKOMY BBIUKCIIE-
uuo dyaknuu f(a) = x? mod N. [Ipu1 5ToOM B KayecTBe BXOAA KCIIOJb3yeM
HePBHIH perucTp (Te XpaHATCA BCe CTPOKY [UIMHBL M ¢ paBHBIMU aMILTATYa-
MH), a pe3yJibTaT IOMeIIaeM BO BTOPOIi pervcTp (M3Ha4YaIbHO OH COOEPXKaI

BCE HYJM C aMILUIMTYA0N 1). B pe3ysbTaTe MmojyyaemM COCTOSHUE OBYX PEru-
M-1

CTPOB, PaBHOE Y. LM|a,f(a)).
a=0

+ TIpousBoauM M3MepeHUe BTOPOro perucrpa. B pesysbrare ero s3HaueHue 6y-
JeT GUKCHPOBAHO (TeM MJI UHBIM CIIOCOO0M), a B IEPBOM PETHCTPE OKAXKET-
51 CyTIepIO3ULHS COCTOSIHUN € MTepUOIYeCKIMY aMILTITYAAMU.

B camoM piene, pa3 yHKIUA f UMeeT epHo I', TO 3HaYeHreM BTOPOro pe-
THCTpa HocJle n3MepeHus 6ynet omHo u3 unces f (k) mppkorO o M — 1. AB
MEePBOM perucTpe (Kak Mbl TOBOPUJI BHIIIIE) OCTAHYTCS C PABHBIMU K03 dU-
[[IeHTaMU Te 3HAYeHMUs d, KOTOPhIE COBMECTHMBI C U3MEPEHHBIM COCTOSTHIEM
BTOpOro perucrpa. IlockosbKy B mocsienoBaTtesibHoctr f(0), f(1), f(2), ...
[IOBTOPEHMS CJIy9AI0TCA TOJIbKO Yepes 1 IIaros, TO B IIEPBOM PErHcTpe OCTa-
HeTcsl MeproJuyeckas MocjefoBaTebHOCTh (OuHaKoBbIe KO3GhOUIEHTHI,
pa3fenéHHble HyJsIMU), U KBAaHTOBAas BBIOOpPKa U3 mpeoOpa3oBaHUus dypbe
MTO3BOJIUT HAMTH MEPUOJ I', YTO HaM U TPebOBAJIOCh.

Kak mbl Bufie/m (cM. JleMMBI BHIIIE), 9TOT MeTOJ paboTaeT no KpaliHell Mepe
JIJT1 TIOJIOBUHBI BO3MOXKHBIX 3HAUYE€HUH X, TaK YTO BCIO IPOLeypy C OO0JBbIION Be-
POSITHOCTHIO [OCTATOYHO BHIIIOJIHUTDH BCET'O HECKOJIBKO Pas.

[TpaBna, B HAaMMUX OOBACHEHUAX €CTh Cyll[eCTBeHHasA HeyBA3Ka. Yncyo M noirk-
HO OBITh CTENEHbI0 ABOVKH, YTOOBI MBI CMOTJIM IPUMEHUTH KBAaHTOBOE Ipeobpa-
3oBaHue dypbe. C Ipyroi CTOPOHEI, Cocob onpefesieHUs Ieproa pemmoJara-
eT, UTOo Ilepuof ABJrieTca femmresieM M (TO ecTh, BHIXOAWT, CTENI€HbI0 ABOMKU —
Ha 4TO HET HUKAaKUX OCHOBAHUI HaleAThCA).

OxasblBaeTcs, 4YTO 3Ta TPYAHOCTh IPeofo/MMa: K8AHMOoGoe npeodpaszosamue
®dypve nozaosriem Hatimu nepuod dekmopa kos3¢guyuenmoas dadxce @ mom cryuae,
ecyu oH He desum M. OpgHaKo OOBSCHUTD 3TO TaK IPOCTO yXe He MOJIy4aeTcs, U
MBI He GyZIeEM 3TOTO JeJIaTh.
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KBaHTOBasA (bnsmca U BBIYHUCJICHUA

Korzaa KoMIbIOTEPHI TOJIBKO MOSABUJIMCh, HE OBLII0 OYeBUIHBIM, YTO IIOCTPOEHNE
CXeM U3 3JIeMeHTapHEBIX JIOTMYeCKUX 3JIEMEHTOB sBJrieTcsA Hanbostee 3G deKTUB-
HBIM CIIocOO0OM opraHuzanuu BerumciaeHuii. Ho k 1970-M rogam coOMHeHHUs B
3TOM Hcue3/m. ApxutekTypa ¢oH HeliMaHa U KpeMHUEBblE MUKPOCXEMEBI SB-
HO MoOeiM, U BCe CUUTAaJM, YTO JEOOOM APYroi crnocod MmocTpOeHUs: MOXET
JaTh MaKCUMYM ITOJIMTHOMUAJIbHBIA BEIMTPHILL. (DTO 03HaYaeT, yTo T IIaroB BHI-
YKCJIeHU Ha JE0OOM APyroM KOMITbIOTEPE MOXHO MOJIE/MPOBAThH 3a MOJIMHO-
MHaJIbHO 3aBucsAniee oT T YMCJIO IaroB Ha uMeroneMcs.) OTOT Te3KUC Ha3bIBa-
10T pacuupeHHbM me3ucom Yeépua—Tbropurea. Viiess KBAaHTOBOI'O KOMIIbIOTEpA
IIPOTUBOPEUYUT 3TOMY Te3UCy U IOTOMY CTaBUT IIOA COMHEHUs Halmy 6a3oBble
IIpeAiCTaBJIeHNs O BO3MOXHOCTAX KOMIIBIOTEPOB.

PeaymisyeMsl JI1 Ha caMOM Jiejle KBAaHTOBble KOMIbIOTepH? Ha 3TOT Bompoc
IBITAIOTCA OTBETUTH U PU3MKH, U MHPOPMATUKHU BO BcéM Mupe. [J1aBHasA Tpya-
HOCTb COCTOUT B TOM, YTO CyIEPIIO3UIMN OYeHb XPYNKU U TPeOYIOT N30JANN
OT HenpeaBU/IEHHbIX B3aUMOAENCTBUH (B YACTHOCTU, NU3MEPEHUET) C OKPYXKEHU-
eM. Koe-kakoil mporpecc TyT IPOUCXOAWT, HO OYeHb MejIeHHBIN. J[o cux mop
HauOOJBIINM JOCTIKeHHEM ObLTI0 KBAHTOBOE pasJioXkeHre Ha MHOXUTEA YLC-
ja 15 (uMeHHO Tak!) ¢ MOMOIIBI0 SAAEpPHOT0 MarHUTHOTO pe3oHaHca (nuclear
magnetic resonance, NMR). /la u To o 3ToMy NoBoAy ObLJII BOIPOCH — Ha-
CKOJIbKO TyT KBAaHTOBasA MexaHuKa Obljia 11O CyIeCTBY.

MoxxeT ObITb, KBAHTOBBIE KOMIIBIOTEPHI TaK U He yAacTCs IOCTPOUTh? MoxeT
OBITh, 3TO OBLIIO OBl Jake O0Jiee MHTEPECHBIM Pe3yJbTaTOM, €CJIM PU 3TOM y/ia-
Jioch 6B OOHAPYXUTh AedeKThl caMOoll KBAHTOBOW MEXaHUKU — II0CJIE CTOJIeT-
Hel NUCTOpUU €€ PasBUTHUA.

[epcriekTHBa JIy4llle IOHATH 3aKOHbI IPHPO/pI HA KBAHTOBOM YPOBHE HUUYTh
He MeHee 3aMaHulBa, YeM HaJlex J1a IOCTPOUTh HOBEIE CyIlepOBICTPhle KOMIIbIO-
TEpHL...

[lyctb BxomHOe umcio N comepxuT n = log N 6utoB. Ayroput™m TpebyeT
2log N = O(n) utepauwmii (mara 3), 1 kaxas u3 Hux (Bo3BeJeHUEe B CTEIEHb 110
MOJIyJI0, pazzen 2.6.4, oTbickaHNe HauOoJbIIero ob1iero AemTess ¢ IOMOIIbIO
ayroputMa EBkymipa, pasgen 12.3, kBaHToBoe npeoOpa3oBanue dyprbe) TpebyeT
MOJIMHOMUAJIBHOTO (OT n) 4yucsa maroB. [103ToMy U B 11eJIOM KBAaHTOBBIH aJIro-
PUTM pa3JioKeH!sI HA MHOXUTEIM TPeOyeT MOJMHOMHAILHOTO YKC/A KJIACCHYe-
CKUX U KBAHTOBBIX OIlepaIui.

YnpaxuHeHusn

10.1. CocTosiHue |¢)) = %IOO) + %Ill) (omHO M3 3HAMEHUTHIX «COCTOSIHMUI besr

Ja») ob6aaeT CTpaHHBIMU CBOMCTBAMU (KyOUTHI B HEM «CIIeIlJIeHbl», NJI1 «CIIyTa-
HBI»). BOT HEKOTOpBIe U3 3THUX CBOICTB!

(a) IlpeanosoXuM, 4TO 3TO COCTOSTHHE MOXHO Pa3JIoXKUTh B (TEH30PHOE) IIPO-
u3BeJIeHreE IBYX KyOuTOB (CcM. Bpe3Ky Ha ¢. 300) a,|0) + a4|1) u 5,]0) + B5;|1). Ha-
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MUIINTE BO3HUKAIOIINE YCJIOBUA Ha KO3 UIMeHTH oy, a1, 3y, B (4eTsIpe ypas-
HeHN:A) U IIOKaXxuTe, YTO OHU HECOBMECTHBHI (M TeM caMbIM pasJjioXeHNe B TeH30p-
HOe IIpou3BefieHre HEBO3MOXHO).

(b) Yto npousoHAET npy N3MepeHNU [epBoro KyouTa B 3TOM COCTOSTHUN?

(c) Uto mpoun3oiaET, ecym Mocje 3TOro U3MepUuTh U BTOPOI KyOUT?

(d) IToueMy OoTBeT Ha NpepIAYIIHIT BOIIPOC BHITJHANUT YANBUTEILHO, €CJIH /IBA
KyOHTa Haxo[ATCs Ha 6OJIBIIOM PAacCTOSIHUM APYT OT Apyra?
10.2. IToxaxwuTe, 4TO CJIeAyIOIlas KBaHTOBasA cXeMa I103BOJIAET IIPUTOTOBUTD /IBA
KyOuTa B cocTosiuu Besuma |v¢) = %IOO) + %Ill), HayaB C YHUCTOTO COCTOSHUA

|00): mpumeHUM 3JileMeHT AflamMapa K mepBOMy KyOUTY, a 3aTeM CNOT C [E€PBBIM
KyOHTOM B KaueCcTBe YIIPaBJEIOIIEro U CO BTOPHIM — YIIPaBJIIEMbIM.

,7

any
A\

Yro 6yzeT, ecu MPUMEHUTD 3TY XKe cxeMy K coctosgHuaM 10, 01 u 11? (ITosyuyares
COCTOSIHUS, KOTOPHIE TOXe Ha3blBaloT cocTosAHUAMU besua.)

10.3. Yto moJsiyuuTcA B pesysbTaTe IpUMeHeHus npeodpa3oBaHus dypoe K cymnep-
M-1

MTO3KUIMY C PaBHBIMU KO3(dUI[IeHTaMMU, TO €CTh K BEKTOPY —— NiTi l7)?
j=0

10.4. Haiimute npeoGpasosanue ®ypbe (1o moaymo M) BekTopa |j).

10.5. Ceépmxa u ymHoxceHue. CapuHeM KO3GPUIIMEHTH B CYNEPIO3UINU |at) =
=) a;|j) Ha | mo kpyry, mosyuures |a') = > a;|j + 1). Tlyctb mpeo6pa3oBaHuem

j j
®ypbe cocTosAHuUA |a) AByAeTcs | ). TlokaxuTe, 4TO TpeoGpa3oBaHUeM COCTOAHNUA
a’) 6ymet |B’), roe f = B, w!/. BeiBequTe OTCIOMA, YTO IPEOGPA30OBAHUEM COCTO-
Yy j p P
M/k—1
Axus o) = Z |]k +1) 6ymet coctosnuue |S3) \/_ Z WM/ iM /k).

10.6. ITokaxwure, 4YTO ecjv dJIeMEeHT AfjaMapa NPUMEHUTh K 000MM BXOAam 3Jie-
MeHTa CNOT, TO IIOJIyYMTCA CHOBA 3JIeMeHT CNOT, TOJIbKO YNPaBJHIOMNI U U3Me-
HAeMBIH KyOUTHI OyyT IlepecTaBJIeHbl.

10.7. DneMeHT «yTpaBJisieMoro oomeHa» (controlled swap, C-SWAP) nmpuMeHsieTCs
K TpéM KyOuTaM U IlepecTaBJiieT BTOPOU U TPETHUI, ecJid 3HaUeHNe ePBOro pas-
HO 1 (oH mepeBOgUT Ga3uCHBIE COCTOAHUSA B GA3UCHBIE, @ HA CYMEePIIO3UIUN MPO-
JIOJDKAETCA MO0 JIMHEMHOCTH).

a
A%

(a) IokaxuTe, YTO KaXAbIK M3 dJIeMEHTOB NOT, CNOT U C-SWAP SIBJIIeTCs 00-
paTHBIM K caMoMy cebe.
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(b) TMokaxuTe, KaK MOXHO peaM30BaTh KOHBIOHKIHIO (AND) C ITOMOIIbIO
C-SWAP. Kakuie 3HaueHUs HAJI0 MOAATh Ha TPU BXOJA dJieMeHTa C-SWAP, UTOOBI Ha
OJTHOM U3 BBIXOJIOB IOJIyYUTh KOHBIOHKIIMIO JBYX BXOJIOB d A b?

(c) Kak ocymiecTBUTh KONMMPOBAHME BBHIXOZA C MOMOIIbI0 ITUX TPEX 3JIeMeH-
TOB? (DTO O3HAYaeT, 4YTO NMPpU BXoAax a, 0 HaZlo MOJyYUTh BBIXO/HI d, d.)

(d) Tlokaxure Temepb, UTO JyiA JHOOOUM KjacCHMUeCKoi cxeMbl C CyIleCcTByeT
KBaHTOBasA cxeMa Q, UCIOJIb3YI0Ias TOJBKO 3JIeMeHTh NOT U C-SWAP M SKBUBa-
neHTHasA C B crefdyroleM cMmbicie: ecii C Ha BXoe X OAa€T BBIXOA Y, TO cxeMa Q
aéT BBIXO |X, ¥, 2) Ha BXofie |x, 0, 0). (3HaueHus: GUTOB z, BO3HUKAIOIIIE B IIPO-
1ecce BBIYMCJIEHUS, MOTYT OBITh TTPOU3BOJIbHBIM. )

(e) [TocTpoiiTe KBaHTOBYIO cxeMy Q !, KoTopas Ha BXofe | X, y, z) KaéT |x, 0, 0).
p p

(f) Hakownel, MoKaxuTe, Kak MIOCTPOUTh KBAHTOBYIO CXEMY U3 2JIEMEHTOB NOT,
CNOT u C-SWAP, KoTopast Ha Bxoge |x, 0, 0) maBasa 6bI BBIXO[ | X, ¥, O).

10.8. B oT011 3agaue MBI loKa3biBaeM, 4YTO ecyii N ABJIAETCA MPOU3BeAeHUEM JIBYyX
MPOCTBIX YUCEJI P U ¢, & YMCJIO X — CJIy4aliHO BEIOpPaHHBIN OCTAaTOK 110 MOAYJIO N,
1 kotoporo HOZ[(x, N) =1, To ¢ BEPOATHOCTHIO KaK MUHUMYM 3/8 TOPSAIOK
YKCsIa X 1O MOAy o N 4éTeH U, KpoMe Toro, X'/? ABJgeTcsa HeTpUBUAbHEIM KBaJ-
paTHBIM KOpHeM u3 N.

(a) Ilycth p — HEUETHOE MPOCTOE YKCJIO, a X — CJIyIaliHO BRIOpaHHBIN (paBHO-
MEepHO) OCTaToK II0 MoAysmo p. [okaxuTe, 4TO MOPAAOK p OyAeT YETHHIM C Be-
posaTHocThi0 He MeHee 1/2. ((IToackaska: MCIOJB3yiiTe Majylo Teopemy depma,
cM. paszen 1.3.))

(b) Ucnosmb3ys kuTalickyio TeopeMy 06 octatkax (ynpaxHeHue 1.37), mokaxu-
T€, YTO C BEPOSTHOCTHI0 KaK MUHUMYM 3/4 TIOPANOK CJy4aifHOTO OCTaTKa X IO
Moayso N OyJeT 4ETHBIM.

(c) ITokaxuTe, YTO €CJIM MOPAMIOK ITOI'0 OCTAaTKa OyaeT YETHBIM, TO (YCJIOBHAA)
BEPOATHOCTb COOBITUA x"2 =41 ne mpeBocxomT 1/2.
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KHUTH IJI1 JAJIbHEUIIero YTeHus

IyaBp1 11 2

Kaccuueckui Y‘Ie6HI/IK 110 TEOPpUM YHCEJL

G. H. Hardy, E. M. Wright. Introduction to the Theory of Numbers. Oxford
University Press, 1980.

AnropuTM™M NMpOBEPKU IPOCTOTH 4Kicia 66151 OTKpHIT PoGepTom ConoBeem u ®osib-
kxepom IlITpaccenom B cepeante 1970-x rofos, kpumnrocuctema RSA Oblyia nmpuy-
MaHa HeCKOJIbKUM rogaMu nosaHee. [IogpoOGHOCTH CM. B KHUTE

D. R. Stinson. Cryptography: Theory and Practice. Chapman and Hall, 2005.
VueGHUK 1O BEPOSTHOCTHBIM aJTOPUTMAM:

R. Motwani, P. Raghavan. Randomized Algorithms. Cambridge University
Press, 1995.

VuauBepcaybHBIe ceMelicTBa xell-GyHKLIME Obl npeaioxeHsl Jlappu Kaprepom
(Larry Carter) u Mapkom Bermanom (Mark Wegman) B 1979 rony. Aroput™ GBICT-
poro yMHOXeHHsA Matpull HaizeH @ompkepoMm ItpacceHom (Volker Strassen) B
1969 rogy. Um xe B coaBTopcTBe ¢ ApHosbAoMm Illénxare (Arnold Schonhage)
OBLJI ITpeyIoXKeH OBICTPHIN aJTOPUTM YMHOXEHHS 4HCeJL ¢ IOMOIIbI0 HEKOTOPOH
MopuduKkanuu OsicTporo npeobpaszosanus Oypre 3TOT aJTOPUTM I1IepeMHOXaeT
n-outossle uncya 3a O(n log n loglog n) 6urossix omeparuii. Uyts 6osiee GBICT-
PpBIl a;ropuTM 6BLI HelaBHO noJtydeH MapTtuHoM @ropepom (Martin Firer).

I'staBa 3

AjroputM nouicka B IJlyOHHY (BMecTe ¢ MHOTUMHU IIPUJIOXKeHUAMM) GBI IpeaJio-
xeH JPxonoMm XonkpodToMm (John Hopcroft) u Po6eprom Tapssinom (Bob Tarjan)
B 1973 rogy. Ux BkJ1a[ ObLJI OTMeueH npemueii ThloprHra — oHOH U3 BBICHINX Ha-
rpaj B obsacty MHGOPMATHUKU. J[ByX4acTHBIN aJTOPUTM BhIJeJleHHUs] KOMIIOHEHT
CHUJIbHOU cBs3HOCTU npefyioxui Pao Kocapatito (Rao Kosaraju).

I'maBp1 4 u 5

Asroputm JlefikeTpel ObLT OTKPHIT B 1959 rogy Dacrepom [etikerpoii (Edsger
D>kstra, 1930—2002). Ueio aJropuTMa HaxXOXIeHUSA MUHHUMAJIbHOTO TTOKPHIBaA-
I011lero flepeBa MOXHO OOHapyXUTh B cTaTbe 1926 ropa, HamucaHHOU YelICKUM
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MaTtematukom OTaxkapom Bopyskoit (Otakar Borlivka). AHa/m3 CTPYKTypHI JiaH-
HBIX I HellepeceKalonxcss MHoXecTB (¢ 4yTh Oojiee CUJIbHOM OLIEHKOU, YeM
paccMOTpeHHas HaMu orleHKa log™ n) mposén Po6ept Tappan. Komgpl Xabdmana
HazBaHbl B yecTh PBuaa Xadpdpmana (David Huffman), koTopsiii n306pén ux B
1952 roay (Oynay4u acliiipaHTOM).

I'smaBa 7

CuMiiiekc-MeTo/ ObL1 OTKPHIT B 1947 rony Jxopmkem Januurom (George Danzig,
1914—2005). ITpuHIMI MUHKUMAaKca AJI1 UTP C HyJIeBOI CyMMOI OTKpbLI B 1928 ro-
ny JoxoH ¢oH Hefiman (John von Neumann), 3HaMeHUTBIA MaTEMATUK U OJUH U3
Pa3paboTYMKOB MEPBBIX KOMITbIOTEPOB. O JIMHEHHOM MPOTrpaMMHPOBAaHUM XOPO-
10 HANKCAHO B KHUTE

V. Chvatal. Linear Programming. W. H. Freeman, 1983.
Y4eOHMK IO TEOpUHU UTp:
M. J. Osborne, A. Rubinstein. A course in game theory. MIT Press, 1994.

I'staBp 8 1 9

[Noustue NP-nosHOTH nosBmiocsk B padore CtueHa Kyka (Steve Cook): B 1971 ro-
[y OH JloKa3aJi, 4To 3afaya BenosHuMoctu NP-nosmHa. I'ogoM nosxe Pruuapa Kapn
(Dick Karp) pokasas NP-mosHOTy ABaAnaTu TPEX 3amad (B TOM YKCJIE BCEX TEpe-
YUCJIEHHHBIX B IJIaBe 8), 1 BaXHOCTh 3TOM KOHIIENIINHU cTajla 0eccriopHoii (3a 3TU
pabotsl Kyk u Kapm 6511 Harpax JieHsl ipeMueii TeiopuHra). HezaBucumo oT HUX
K TOMy Xe NOHATHI0 NP-nmosHoTe npumén Jleonna AHatombesud JleBuH, Toraa
emé Haxoausiiuiica B CCCP.

Kraccuueckas kHura o NP-NoJHBIX 3afavax:

M. R. Garey, D. S. Johnson. Computers and Intractability: A Guide to the
Theory of NP-completeness. W. H. Freeman, 1979. (IlepeBom M. Ibpu,
A JoicoHcoH. Brryvc/mTe bHbIE MAIIMHBL U TPyAHOpelIaeMble 3aaaun. M.:
Mup, 1982.)

ViyeOHUK [0 TEOPUH CIJIOKHOCTU B IEJIOM:
C. H. Papadimitriou. Computational Complexity. Addison-Wesley, 1995.

I'smaBa 10

KBaHTOBBII aJITOPUTM pa3JjiokeHUs Ha MHOXUTEIU ObLJI OTKPHIT B 1994 rony [Tute-
pom ITopowm (Peter Shor). BBeieHre B KBAHTOBYI0 MEXAaHUKY, OPUEHTUPOBAHHOE
Ha IpujioxeHusA K nHGopMaTHKe, MOXHO HaliTU Ha caiiTe

http://www.cs.berkeley.edu/ vazirani/quantumphysics.html

[Topo6GHO 0 KBAHTOBBIX BBIYMCJIEHUAX CM. B 3aMCAX JIEKI[UH MO Kypcy «KyOuTsl,
KBAHTOBasi MEXaHUKA 1 KOMIIbIOTEPhI»:

http://www.cs.berkeley.edu/"vazirani/cs191.html
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|-} 201

o()12

Q) 12
k-kyactepusanus 275
log" 136

mp3-daitms 139

NP, xjacc 241
NP-nnosHas 3amada 244
O-cumBosmka 10, 11

P, xmacc 241

asmb-Xopesmu 7

aMOpTU3aIMOHHBIN aHam3 136

apudmMeTrKa cpaBHeHU 20-27
BO3BejieHUe B cTeneHb 21
nenenue 21, 26
MyJIbTAIJIMKATUBHO oOpaTHoe 26
cryioxeHue 21
YMHOXeHue 21

aToM Bogopoza 291

Besimana—®oppa amroputm 117
6ecnpedrKCHBIN Ko 141
6uHapHoe oTHomeHue 103
OysieBa cxema 217, 257
OysieBa popmysa 143
BBHITIOJHAO NI Habop 145, 232
uMImkanusa 143
KOHBIOHKTMBHAsA HOpMaJlbHasA
dopwma 232
nepemMeHHas 143
6pIcTpoe npeobpa3oBaHue dypbe
61-74
ayroput™ 71
KBaHTOBaA peaym3sauus 297
cxeMma 72

Beb-rpad 85, 96
BEepIIMHHOE NMOoKpuITHE 179, 239, 249
NpUOJIKEHHBIN aJTOPUTM 273
B3aMMHO NPOCTHIE Yucia 26
Busbcona teopema 45
BXO[AIIaA CTelleHb BepUINHb 98
BBIIOJIHUMOCTD 232
2-poInoyHUMOCTh 102, 233
3-BHIIIOJHUMOCTh 233, 246, 248,
250
MakcuMaJsbHasa 262, 289
nepe6op ¢ Bo3BpaTroM 269, 287
cxeMsbl 257
XOpHOBCKas 233

raMuJIbTOHOB IyTh 236, 245, 263
raMuJIbTOHOB IUKJI 235, 245, 253,
256, 263
rapMoOHUYecKuil pan 42
l'ayce, Kapn @puppux 49, 72, 216
reoMmeTpudeckas nporpeccus 13, 53
rUnepIiockocts 209
rIyOnHa fepeBa 56
T'opuepa cxema 80
rpad 84
anukmueckui 91
BeplirHa 84
HCTOK 92
HeOpUeHTHUPOBaHHBIN 84
obpaiéHHbI 94
OpHEeHTUPOBaHHBIN 84
IJIOTHBIH 85
paspexeHHbIN 85
pebpo 84
CTOK 92
rpad KOMIIOHEeHT 93
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Jannur, Lxopmk 186
JOBOWYHBIM ITOKCK 53
JBOVICTBEHHOCTH 188
KpaTyaliny nyTs 227
MaKCHUMaJbHBIN MOTOK 226
JBYOJIbHBIN rpad 98
JetikcTprl aroputm 110
neneHue 19
aepeso 128
JBOMYHOE MOJIHOCTBIO 3aIlOJHEH-
Hoe 16
KopeHb 90
KpaTyaimux myreil 106
CTpOro JBONYHOE 76
JU3BIOHKT 102
JrHaMKrueckoe IIporpaMMUpoBaHue
U «pa3fiessiii U BJIacTByi» 159
no/zagava 158
4acTo UCMOJb3yeMble 1103aMa4uu
164
JOTOJHUTEJIbHBIN KOJT 22
JonycTuMble pemeHus 3agad JIIT 185
JaBuc, Maptus 259

3ajjaya KoMMUBOsKéEpa 172, 233
JIOKaJIbHBIH MovcK 280
MeTO/I BeTBel U rpanul] 271
HenpuoOIMKaeMoCThb 278
IpUOIKEHHBIN aJTOpUTM 276
3a/1laya JMHEWHOT'O MPOTrPaMMUPOBa-
HuA (JIT) 184
3amava noucka 230, 232
3akoH Mypa 9, 231
3aKOH pacrpejiesieHus IPOCThIX K-
cen 31
3anoMuHaHue 168
3HauYeHHe cxeMbl 218

WUT'DBI
BelI1aTa 206
NIpUHLMI MUHUMAaKca 209
cMelaHHas crparerusa 206
yucras crparerus 207

n3MepeHre KBaHTOBOU cUCTeMBbl 292
yacTuyHoe 294

WHTepoJyALMA MHOrouieHa 63, 65
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UCXOAIIasA CTeNleHb BepIINHEL 98

Kaprepa aysroputMm 137
Kapwmatiknia uncna 29, 32
KBaHTOBasA BbIOOpKa U3 npeobpaszo-
BaHusa @Oypbe 299
KBAHTOBAasA ClEMJIEHHOCTh 294
KBaHTOBBIe cxeMbl 301
KBaHTOBBIN KoMMIbIOTEp 291
KuTaiickaa TeopeMa 06 octaTtkax 46
kjacc NP 241
kjacc P 241
kjiacrepusanusa 237, 275
kymka 239, 250
KOMILJIeKCHBIe urca 64, 292
KOPHU U3 eJUHULEI 65
KOMIIOHEHTHI ABycBsA3HOCTH 103
KOMIIOHEHTHI CBA3HOCTU 88
KOMITOHEHTHI CUJIbHOM CBsI3HOCTU 93
KoHeHcanusA rpada 93
KopeHb fepeBa 90
kparvyaumuii myts 105
B OpUEHTHMPOBAHHOM al[UKJII4e-
ckoMm rpade 119
JlepeBo Kparvaimux myreii 106
MeXJy BCeMy IapaMu BepLIUH
170
HagexHbIN 170
Kkpunrtorpadus
3aKpBITHI K04 34
OTKPHITEIH KJno4 35, 36
kpuntocuctema RSA 36-38, 264
Kpyckamna aimroputm 130
Kyour 292
kyuda 110, 116
nBouvHas 114, 116, 122
®ubonavuu 116

JMHeapu3sanusa rpaga 92

JMHelHasA nporpaMmMa
nBorictBeHHas 204
MaTpuy4Has 3anuck 194
HeBHINIOJHMMAasA 186
HeorpaHuvyeHHas 186
npaMas 204
cTtaHfgaptHas ¢opma 193
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Jgorapudm 16
JIOKaJIbHBIN ITorck 280

MaKCUMAaJIbHBIHN NyTh 239, 262

MaKcUMaJbHBIH pa3pe3 rpada 290

maJsias teopema ®depma 27

Martuscesuy, I0puii 259

Matpuna Bannepmonpga 67

MaTpula cMexHoctu 84

MeuaHa 56

metarpad 93

MeTo/[] BeTBell u rpanui 270

MeTOoJ BHyTpeHHel Touku 219

METOJ] UMUTAI[UU oTxura 285

MeTo[ dJumincongoB 219

MHHUMAaJIbHOE IIOKphIBawIIee fepe-
BO 127, 234

JIOKaJIbHBIM TIOMCK 288

MHOTOI'PaHHUK JIONYCTHUMBIX pelie-
Huii 188, 210

moct 103

MyJIbTUIUIMKaTUBHAaA rpynmna 30

MyJibTHUpaspes 289

Myp, T'oppon 231

HanOOJbINasi BO3pPaCTa0INas MOIo-
cJiefloBaTeJIbHOCTh 157
HauOoJbIIas odIas noArnocje oBa-
TeJIbHOCTb 177
HauboJsbiasa obmas noAacTpoka 177
HanboJbIINKA O0INHI AeymTesb 23
pacuMpeHHBIN aroputMm EBkm-
ma 25
HaxoxJeHue k-ro 1o BeJMYMHE 3JIe-
MeHTa 57
He3aBHCHMOe MHOXecTBO 238, 246,
249
B fiepeBbsax 174
HeOpUeHTUPOBaHHbIY rpad 84
HeTpHBUAJBHBII KOpPeHb U3 eUHU-
el 32, 47, 305

obpaboTka curtasos 61

OHOCTOPOHHAA omuobka 30

OITUMU3AIOHHAA 3a/1a4a 184

OPUEHTUPOBAHHBIN al[UKJIAYeCKUN
rpad 91

Ykazamess umMéEH u mepmuHoOG

KpaTyaimuii nyTs 119, 156
MaKCUMaJbHBIN NyTh 120
OpPHEHTHPOBAHHKIN rpad 84
OCHOBaHHUe CUCTEMBI curcjeHuA 16
OCHOBHas TeopeMa O PEKyPPEHTHBIX
COOTHOIIEHUAX 52
ocTaTo4Has ceTb 197
OTHOIIIeHHe 5KBUBaleHTHoCcTH 103
ovepenp ¢ npuopureramu 110, 113-
114, 116
ommbKa npubmrKeHus 272

[TatH3M, Xusapu 259
nepe6op ¢ Bo3BpaTtoM 268
MOUCK B IJlyOuHY 85
JpeBecHoe pebpo 87, 90
obpartHoe pebpo 87, 90
nepekpéctHoe pebpo 90
npsamoe pe6po 90
MOUCK B mupuHy 106
MOKPBITHE MHOXeCTBaMu 146, 239
NIOJIMHOMUAJIbHOEe BpeMs paboTH! aJi-
roputMa 10
IoJHBIN niepe6op 230
NOJIyIpoCcTpaHcTBO 209
nopsAmok no mogymo N 305
NoTokK 193
oTOMOK 90
npenok 90
NpeicTaBUTesb 60JBIINHCTBA 78
npeobpasosanue dypre GvICTpOE
61-74
NpUOMKEHHBIN aJTOpUTM 271
ITpyrma amroputMm 138
NIPUHLIMII CyIepro3unuu 292
npob6semMa octaHoBa 260
NpoBepKa Ha npocToTy 15, 27-31
[TpoJior (A3BIK IPOrpaMMUPOBAHNSA)
146
MIPOTOKOJI C OAHOPA30BbIM KJEOUYOM
35

pasbuenue rpaga 283

«pazzeJsisiii U BJIACTBYI» 49

pasnoxeHre Ha MHOXHUTem 15, 28,
244, 291, 305
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paspes rpada 129
(s, t)-paspes 197
1 MOTOK 199
MakcuMaJbHbIN 290
MHUHUMAaJbHBIHN 137, 236
cHbanaHCUpOBaHHBIN 236
paccTosHNe MeXJy BepIirHaMU
105
paccTosiHMe pefakTApoBaHus 159
pacmpeHHbIN Te3uc Yépua—Thbio-
punra 309
pebpo
apesecHoe 87, 90
HEOpHEeHTUPOBaHHOe 84
ob6parHoe 87, 90
OpHEeHTHpOBaHHoe 84
oTpuriateJbHOro Beca 114
nepekpéctHoe 90
npsamoe 90
peKyppeHTHOe cooTHomeHue 50, 52—
53
OCHOBHas Teopema 52
pekypcusa 159
Pob6uHcoH, [hxymsa 259
prok3ak 240
6e3 noBTOpeHu 165
NpUOIMKEHHBIN aJTOPUTM 278
C IOBTOPEHUAMHU 165
yHapHBIN 240

cBenénue 192, 242
CBSA3HOCTD
HEOpHEeHTHPOBaHHbIE rpadnl 88
OpUEHTUPOBaHHLIE I'padbl 93
CeKBeHUpoBaHue 166
cuMILIeKc-MeTo ] 186
BepmuHa 209
BBHIpOKieHHasA BepmyrHa 210
cocen 209
cucTeMa HellepeceKaronnuxcs MHO-
xkecTs 131
o6beiHeHNe 1o paHry 132
cxarue nyreit 135
CKaJIApHOe NpousseaeHue 69
cjioxeHue 15
cJIydaliHble MpocThle yncia 31-33
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COPTUPOBKA
OpicTpas 59, 78
HIDKHAA oIleHKa 55
cmsHueM 6e3 pekypcun 54-55
coyeTaHue
MaKCHMaJIbHOe 110 BKJIOYEHUIO
274
napocouetanue 200, 225, 238
coBepuieHHoe 200
TpéxaompHOoe 238, 239, 250, 251
CIMCOK CMexHocTU 84
cra"aapt AES 36
CTelneHb BePIIMHBL 98
cymMMa nogMHoxecTtBa 240, 252
cynepnosunusa 292
nepuoguyeckas 299

TeopeMa 0 ABoiicTBeHHOCTH 205

TeopeMa 0 MaKCHUMaJlbHOM II0TOKe U
MHHMMAaJIbHOM paspese 199

Teopus rpynn 30

Teopus uuces 35

TecT @epma 32

TOIIOJIOTUYECKas COPTUPOBKA 92

ToukKa cousieHeHus 103

TpuaHryssanua 177

Terokuy, JDKOH 72

TelopuHr, Asan 259

YMHOXeHue 17
«pasfeJiAil U BJacTByi» 49-52
Matpur 59, 60, 167
MHOTO4JIeHOB 61
ynpasJysieMoe oTpuijanue 302
ypaBHEHUA B HYJIAX U eauHULAX 237,
251-253

@ettaMmaH, Puuapz 291
®ubonavuu yuciaa 8
®ubonavyuu, Jleonapo 8

Xapma, T'oadpu Xaposg 35
Xadp@pmana xoguposaHue 139
xenI-GyHKIuA 38
111 Beb-1ioricka 96
yHUBepcaJibHas 42
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XoJsuta Teopema 228
XopHa ¢opmyna 143

LleJIOUUCJIeHHOE JIMHEeHHOe Tporpam-
muposanue 190, 220, 237, 253

nuk 91

LIMKJI OTpHUllaTeJbHOTO Beca 118

nudposas 06paboTka curHasos 62

uudposas noguuch 47

MItpaccen, ®omkep 60

Ykazamess umMéEH u mepmuHoOG

Oiisiep, Jleonapp 101, 234
annepoB nyTh 102, 235
siisiepoB 1ukJ 101

SKCIIOHEHI[aJIbHOe BpeMs pabOoTh
asroputMa 9, 10

sjieMeHT Anmamapa 302
3JIeMeHT KBaHTOBOM cxembl 301
aJleMeHTapHas onepauus 10
aHTponusa 144, 151
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